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BBenenune

OcHoBHasg 3a/lada HayKH U PeAJbHON KU3HHU — IOJIydeHHe IIpa-
BUJIBHBIX Hpe,[[CKaSaHHfI (0] 6yﬂ‘yHLeM IIOBeJIcHNN CJIO?KHBIX CUCTEM Ha
OCHOBAaHUU UX IPOILJIOTO ITOBEICHH.

MHOI‘I/IG 3ala91, BOGHUKaIOIINE B IPAKTUICCKUX ITPUJIO2KEHNAX, HE
MOTYT OBITH pEIIeHBI 3apaHee M3BECTHBIMU METOJAMH HJIN aJITOPUT-
MaMHU. DTO IIPOUCXOJUT IO TOW MPUIUHE, YTO HAM 3apaHee He U3BECT-
HBI MEXaHU3MBbI IMOPOKIEHUSA HCXOIHBIX JAaHHBIX MJIN K€ HM3BEeCTHAsd
HaM uHMOpManys HeJOCTATOYHA I IIOCTPOCHUS MOJEIU NCTOYHU-
Ka, TeHEePUPYIOIIETo MOCTyTaone K HaM JaHable. Kak roBopaT, MbI
HoJIydaeM JaHHBbIe U3 “4epHOro simuka’. B sTux ycjaoBusx HUUYEro He
ocTaercs], KaK TOJIBKO U3ydaTh JOCTYIIHYIO HaM IIOC/Ie[0BATEIbHOCTD
UCXOJIHBIX JIAHHBIX U IBITATbCA CTPOUTH IPEJICKA3aHUs, COBEPIICH-
CTBys HaIIly CXeMy B IIpoliecce Ipejckasanus. [loaxos, mpu KOTopoM
IPOIIJIbIE JTAHHBIE NN IPUMEPBI UCIIOIb3YIOTCA IS IIeEPBOHAYAIBHO-
ro OpMHUPOBAHNS U COBEPIIEHCTBOBAHUSI CXEMBbI IIPEICKA3aHNA, Ha-
3BIBAETCST METOJIOM MawunHnozo obyuenus (Machine Learning).

MammuaHoe 0byUueHre — Ype3BBIYAIHO IMIUPOKAs U JTUHAMUYIECKU
pa3BUBAIOMIAACA 00JIACTb HCCJIeTOBaHMIA, HCIOJB3YIOMas OrPOMHOE
YICJIO TEOPETUYECKUX U IPAKTUIECKUX METOJOB. /laHHAas KHUTa HU B
KaKoOil Mepe He IIpeTeH iyeT Ha KaKoe-JTHOO MCYePIIbIBAIOIIee N3JI0Ke-
HUe COJepXKaHUs JaHHOI obsactu. Hama mesns — mossHakoMuTs 4nra-
TeJId ¢ HEKOTOPhIMU COBPEMEHHBIMU MAaTEMAaTUI€CKUMMA HpO6JIeMaMI/I
JIAaHHOU 00JIACTH M MX PEIICHUSMH, OCHOBHOI U3 KOTOPBIX SBJIAETCS
pobJieMa MMOCTPOEHUsI U OIEHKH NPedcKa3aHutl OYIyIIX UCXOIOB.



C aHHBIM IIOJIX0JIOM TECHO CBA3aHA 33/1a49a YHUBEPCAAbHO20 Nped-
ckazarua. B ToM ciyuae, Korja Mbl HE IMEEM JIOCTATOYHOM nH(pOpMa-
AU JJIS TOrO YTOOBI MOCTPOUTH MOJIETb UCTOYHUKA, T€HEPUPYIONIETO
HabJII0/IaeMble JIAHHBIE, HAM ITPUXOJUTCH yIUTHIBATH KaK MOXKHO 00-
Jee MAPOKUE KJACChl TaKUX MOJeJell W CTPOUTHL METOJbI, KOTOPBIE
[IPEJICKA3BIBAIOT “He Xy2Ke’, ueM Jirobas MOMe/]b U3 JIAHHOTO KJIac-
ca. IloHsiTHEe yHUBEDPCAJIBHOTO IIPEJICKA3aHISI, KOTOPOE IepBOHAYAb-
HO BO3HUKJIO B TEOPHUU IPEJCKA3AHUN CTAIMOHAPHBIX UCTOYHUKOB, B
HACTOSIIIIee BpeMsl BBIIILIO JAJIEKO 38 PAMKH 9TOH TEOpHUH.

[lepBast yacTsb kHury — “CrarncTHYecKas TEOPUU MAIITUHHOIO 00Y-
YeHUsT’ — UCIOJIb3YeT METOJbl TEOPUM BEPOSITHOCTEN U MaTeMaThde-
CKO#l cTaTucTUKU. B OCHOBE JIAHHOTO TIOXO0/IA JIEXKUT MIPEJIIOJIOKEHNE
0 TOM, 9TO HaOJIIOJIAEMbIe HCXOJIbl TEHEPUPYIOTCS BEPOSITHOCTHBIM UC-
TOYHUKOM, BO3MOXKHO, C HEM3BECTHBIMHU HTapaMETPaAMHU.

B pamMkax cTaTuCTHUECKON TEOPUU MAITUHHOTO O0YYE€HUST MBI Pac-
cMaTpuBaeM 3aj1a9u Kiraccudukauu u perpeccun. Ilporecc obyaerust
3aK/II0YAETC B BhIOOpE (DYHKINU KIACCU(DUKAIINYA WX PErPECCUU U3
3apaHee 33JIJAaHHOIO MHPOKOTO KJIACCa TaKUX (DYHKIUI.

Ormerum JBa criocoba MarmHHOro obydenwus. [lpu niepBom crio-
cobe 9acTh COBOKYIIHOCTH JAHHBIX — 00y4ai0was 6u00pKa — BbLIe-
JIsieTCs TOJILKO Jijist obydenus. [locsie Toro kak MeTos npejicka3anus
oIpeIesisieTcsI 10 00y JaroIeil BEIOOpKe, 60Jiee OH He M3MEHSIeTCsT U B
JIAJIbHENIIIEM UCIIOJIb3YeTCs JJIs PENIeHns 3a/a49u IPEICKAZAHUS.

[Ipu BTOpOM cCrOCODE OOyUeHUE HUKOT/A HE IMPEKPAIAeTCsi, KaK
TOBOPUTCs, OHO IPOUCXOIUT B PENHCUME OHAQTH, T.€. NPEJCKAZAHUA
n 00yUIeHUe TPOUCKOMAT MOCTOSHHO B IIPOIECCE TTOCTYILIEHUS] HOBBIX
JTaHHbBIX.

MeTo 161 MAITMHHOT'O 00y YeHUs IEPBOTO TUIIA OYJIyT PACCMOTPEHBI
B IIePBOIi YaCTHU, KOTOPas IMOCBAIIEHA CTATUCTUIECKOI TEOPUN MaIINH-
HOTO O0y4YeHWsI, METO/Ibl BTOPOTO THIIA OyJ/IyT U3y4aTbCsl BO BTOPOI U
TpeTbell JacTAX KHUIH.

[Tocie Toro Kak cxema IpeJCKa3aHUs OIpesesieHa, HaM Heo0Xo-
JAUMO OIIEHUTDH €€ IIpeCKa3aTe/IbHbIE BO3MOXKHOCTHU, T.€. KQ4€CTBO €€
npejickazanuii. [IpegsapurebHo HAIIOMHUM, KaK OIEHUBAIOTCH MOJIe-
JIX TIPEeJICKAa3aHus B KJIACCUYECKON CTATUCTUIECKOH Teopuu. B craru-
CTUYECKON TEOPUU IIPEICKA3aHUs Mbl IIPEJIIIOIAraeM, YTO [OCJIEI0BA-



TeJIbHOCTh MCXOHBIX JAHHBIX (MM UCT0006) SIBISIETCS Peasn3aryeii
HEKOTOPOr'0 CTAIlMOHAPHOI'O CTOXACTUYECKOro mporecca. [lapamerpnl
9TOrO IIPOIECCa OIEHUBAIOTCS Ha OCHOBAHUU MPOILIBIX HAOJIIOICHUIA,
a Ha OCHOBaHUU YTOYHEHHOI'O CTOXACTHIECKOI'O IIPOIECCa CTPOUTCS
[IPABUJIO IIpeJicKa3aHusi. B aToM ciiydae GyHkuus pucka JaHHOTO Ipa-
BUJIA MIPEICKA3aHUsI OIPEIE/IAeTCA KaK cpeHee 3HadeHne HeKOTOPOi
bYHKINN TOTePh, U3MEPSIIOIIEH pa3inydne MeXK/y MPeICKa3aHIIMU 1
ncxomgamu. CpejHee 3HAYEHHE BBIYUC/ISIETCS 1O “MCTUHHOMY BEPOST-
HOCTHOMY PACIIPEIEIEHUI0”; KOTOPOE JIEYKUT B OCHOBE MOJIEJIN TeHEpa-
MY JTaHHBIX. Pas/imdabie MpaBuja MPEeICKA3aHns CPABHUBAIOTCS 110
3HAYEHUIM CBOUX (DYHKIMI pHCKa.

B cratucrmwyeckoit Teopuu MAITMHHOTO O0yYIeHUsT TAKZKEe MUCITOJIb-
3yeTcsl CTOXacTHYecKasl MOIE/Ib I'eHepallii JIaHHLIX, 8 NMEHHO, HC-
MIOJIb3YEeTCsl TPEITOJIOKEHNE O TOM, YTO IMOCTYIIAIONINE JaHHbIE He3a-
BUCHMO M OJIMHAKOBO paclpeeseHbl. BeposTHOCTh OIMMO0YHON Kiac-
cuduKaAIME WX PErpecCur Ha3bIBaeTCs owubkotl obobuwenus. Ilep-
BBII ITar B CTOPOHY OT KJIACCHIECKOU ITOCTAHOBKH 3aK/II09aETCsI B TOM,
UTO pacipejiesieHne, TeHepUpYIoIee TaHHbIe, HAM MOXKET OBbITh HEW3-
BECTHO W MBI HE MOXKEM H He OyJeM OIEHUBATH €ro ITapaMeTPbl, TaK
KaK OHH He HCHO.HbSyIOTCH B OIl€HKaX OH_II/I6OK K.HaCCI/Iq)I/IKaL[I/II/I nJjm
perpeccun. Mpbl 3apanee He 3HaeM, KaKOH M3 METO/OB KJIacCUPUKA-
WY WK perpeccuu OyJieT MOCTPOEH 0 HADIONAEMON YacTh JTaHHbIX
B mporiecce 00yvIeHnsT; HaM 3aJIaH IEeJIbIH KJIacC TAKUX METO/IOB — Ha-
[IpUMeEp, 3TO MOXKEeT OBITh KJIACC Pa3e/IsioNnX IUIEePIIOBEPXHOCTEN B
MHOIOMEPHOM IpocTpancTBe. OeHKr ommbKy 0000IIeHns IIPU KJiac-
cudUKAINE WX PErPECCUU JOJKHBI OBITH PABHOMEPHBIMU 110 BCEM
TaKHM BEPOATHOCTHBIM pPacCIIpe/e/IeHnAM N IIPpUMEHAEeMbIM METOIaM.
WHbIMI cIOBaM#, 9TH OIEHKHU HE 3aBHCAT OT pacIpeIe/IeHs, TeHePH-
PYIOIIEro JaHHbIe, a TAKXKe OT (DYHKIINYT KJIACCU(MUKAITIT WA Perpec-
cun. BriepBble maHHbIN moax0 ObLT peajn3oBaH B paborax Bammnka
u Yepsonenkuca (cM. [2]).

JLy1s1 OTleHK U TIpe/ICKa3aTeIbHON CIIOCOOHOCTHU CXEeMBI KJIacCupUKa-
[T WK PETPECCUN UCIIOIB3YeTCs meopus 0bobwerus. B pamkax aToit
TEOPUH JTAIOTCA OIEHKU BEPOSITHOCTH OITUOKM KJIacCHUKAIINE OyIy-
X JAHHBIX IPU YCJIOBUM, YTO OOydYEHME IIPOBEIEHO Ha, CJIydailHOi
obyJaroreit BLIDOPKE TIOCTATOTHO OOJIBITOTO Pa3Mepa U B €ro Pe3yJib-
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tare YHKIHUA KiraccuuKanum (perpeccun) coracoBaia ¢ 00ydaro-
meli BoIOOpKOi. BakueimuM mapamMeTpoM TakKoil OIEHKHU sIBISAETCS
caoorcnocmy (emkocmy) Kinacca yHKIM Kiaaccudukanuu (perpec-
cun). OBBIYHO B OIEHKE BEPOSITHOCTU OIMMOKN KOHKYPHUPYIOT JIJIHHA
BBIOOPKH M CJIOXKHOCTH KJIACcCa THIIOTe3 — IPU 33 aHHON BeJIUINHE
omuOKu ueM OOJIbIe JuHA 00yJatonieil BEIOOPKU, TeM OOJIBIIH 110
CJIOYKHOCTH KJIACC TUIIOTE3 MOXKHO HMCIIOJIb30BATh.

MeToabl BEIYUCIEHNsT OIMUO0K O0DODIIEHNsSI U TEOPHST PA3MEPHOCTH
KJIACCOB (DYHKIUI M3/1ararorcst B riiage 1.

Croxnoctb KJ1accoB MYHKIHH OyIeT U3MEPATHCS TPEMsi CI1ocoba-
mu. [lepBriit u3 HEUX — QYHKINUS POCTa U CBsI3aHHAsI C Hell pasmep-
Hocth Bamnuka—Yepsonenknca (VC-pasMepHOCTD) M3BECTHBI € cepe-
munbl 60-x rogoB 20-ro Beka. ITo3ke OBLIN BBEJIEHBI YHUCJIA TTOKPHI-
THS W yIIAKOBKH W CBS3aHHAS ¢ HUMHI IOPOroBasi pa3MepHocTh (fat-
Pa3MepHOCTH ), KOTOPBIE JJAIOT O0JIee TOUHBIE BEPXHUE OIEHKH ONIUOKH
006001IIeHNs B TOM CJIydae, KOrJAa pa3/Ie/eHne JaHHbIX TPOU3BOIUTCS C
3a/IaHHBIM [TOporoM. Kirie oua crmocob u3aMepenusi CJI0KHOCTH KJIacca
dbyukiuit — cpequne Panemaxepa — Takke U3ydaeTCs B 9TOU IJiaBe.
[Mocnenaune nBa crocoba m3MepeHus EMKOCTH Kjacca (DYHKINA B OT-
jimane or VC-pa3sMepHOCTH He 3aBUCST OT Pa3MEPHOCTH IIPOCTPAHCTBA
00'BEKTOB.

['maBa 2 mocasiieHa MOCTPOEHUIO AJITOPUTMOB KJIACCU(MDUKAITNT U
perpeccun. B 0CHOBHOM 3TO aJIrOpUTMBbI, UCIOJIL3YIONINE METO/, OLIOP-
HBIX BEKTOPOB. PaccMaTpuBarTCsi METO/BI paclo3HABaHUs 00pa30B
Ha OCHOBE IIOCTPOEHUS PAa3e/IAIONINX ITUIIEPILIOCKOCTEN MITH TUIIEPIIO-
BEPXHOCTEl B MPOCTPAHCTBAX ITPU3HAKOB, IMTOCTPOEHHBIX C HOMOIIHIO
SITEPHBIX METOJOB. V3jaraiorcst OCHOBBI TeOpHH (PYHKIIMOHAJIBHBIX
IIJILOEPTOBBIX MPOCTPAHCTB, MOPOYXKIECHHBIX BOCIIPOU3BOMSAIINM $1J1-
pom (Reproducing Kernel Hilbert Space — RKHS), u ux npumenenue
JIJISE TOCTPOEHUS PA3IE/IAIONINX THIIEPIIOBEPXHOCTEN U JJIsi TIOJTY YSHU ST
OIIEHOK OIMUOKU KJIACCU(DUKAITIN.

Bropas gacts — “HecroxacTudeckne METOIBI IPEICKA3AHUST — 0~
CBAIIIEHA METOJAM IIPEICKA3aHUS UHOUSUIYAADHBIL TOCACIOBATNEND-
Hocmed. 371ech BOOOIIE He UCIIOIb3YIOTCH HUKAKUE THIIOTE3bI O CTOXAa-
CTUYECKUX MEeXaHW3Max, TeHepUpyIuX jpaHHbie. Habogaembie uc-
XOJ[bI MOTYT T€HEPUPOBATHCS COBEPIIEHHO HEU3BECTHBIM HAM MeXa-
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HU3MOM, KOTOPBIN MO2KET ObITH KaK JIETEPMUHUPOBAHHBIM, TaK U CTO-
XaCTUIECKUM WJIN JIaKe “QIIallTUBHO BPaXKeOHBIM’ K HAIIUM IIPeJi-
cKazaHusIM (T.e. MOYKET WCIOJIb30BATH HAIIN HPOIILIBIE TIPE/ICKAZAHIS
IpU TeHEPAIUU OYEPEIHOIO UCXOJIA).

IIpu 5TOM BO3HHMKAET €CTECTBEHHBII BOIIPOC — KAK B 3TOM CJIydae
OIEHUBATDH TPEICKA3ATEBHYIO CIOCOOHOCTH MeToja. B orcyrcTBue
BEPOSATHOCTHOU MoOjie/in (PYHKIUS PUCKA B BHUIE MATEMATHICCKOrO
OXKWJIAHUS HE MOXKeT OBbITh olpeiesieHa. B Teopun mocjenoBaTe/ibHOro
npejickasanus (riasa 3) JJis OIEHKU KAuecTBa [IPeJICKA3aHuil HCTIO/Ib-
3YIOTCS TECTbhI, OIEHUBAIOIINE PACCOIIACOBAHHOCTD MEXKJIY IIPe/ICKa-
3aHUSIMHU U COOTBETCTBYIOIIUMU UCXOJAMHU. DTU TECTHI BHIOMPAIOTCS
UCXOJs U3 TeX 3aJad, JIJIs PEeIeHns KOTOPBIX OyJIyT HUCIO0JIH30BaThHCH
IIp€e/ICKA3aHUS.

O mH 3 BUJIOB TAKUX TECTOB — TECTHI Ha KaJTHOpyeMocThb. llen
aJITOPUTMa — BBIJIABATH TAKUE MIPEJICKA3aHUs, KOTOPbIE BBIIEPXKUBAIOT
BCE TECTHI HA KAJIUOPYEMOCTb.

TecTbl HA KaIUOPYEMOCTH CTPOSITCST B 3aBUCHMOCTH OT TOT'O, KaK
MbI IJITAaHUPYEM UCIIOJIb30BATH XOPOIIIO Ka.HI/I6pyelVIbIe npeJCcKa3aHndg.
B paznene 3.5 cnenumasibHbIE TECTHI U COOTBETCTBYIONINE MM XOPOIIIO
KaJInOpyeMble IIPeJICKa3aHusl OYyT MCIIOJIb30BAHBI IIPU IOCTPOECHUHT
YHUBEPCAILHON AJITOPUTMUYECKON CTPATEruu Jjisi TOProBJU Ha (u-
HaHCOBOM PBIHKE. A.)'IFOpI/ITM TaKo CTpaTerum aBTOMAaTUI€CKHU IIOKY-
mmaeT u upojaer akiuu. Mbl JokazkeM, 9TO J0XOJL IIPU TAKOH TOPToBJIe
OyJ/leT He MEHBIIIE, YeM JIOXOJ JII00Oi CTAIIMOHAPHO aJIrOPUTMHUIECKON
CTpaTeruu.

OCHOBHBIE TPHUHIUIIBI CPABHUTEJIBHON (MM COpEeBHOBATELHOI)
TEOPUH IPEICKA3AHNS PACCMATPUBAIOTCS B TyiaBe 4. DHPEeKTUBHOCTH
aJITOPUTMa TIPEJICKA3aHUsI OIEHUBAaeTCs B (hOpMe CPABHEHUS C IIPeJi-
CKa3aHUAMU HEKOTOPOT'O Ha60pa IKCIIEPTHBIX METO/I0B, WJIN IIPOCTO
9KCIIepTOB. B Teopuu mpejckazaHuii ¢ yIeToOM 3KCIEPTOB BBOJUT-
cs KJIacC IIpejicKasaTesieil, Ha3blBaeMbIX 3Kcuepramu. Kiacc skcrep-
TOB MOXKET OBbITh KOHEYHBIM MJIM OECKOHEYHBIM, MOXKET UMETh MOIII-
HOCTh KOHTHHYYMa. B KadecTBe 9KCIEPTOB MOTYT PACCMATPUBATHCS
pa3/IM9IHbIe METOJIBI MIPEJICKA3AHUS, CTOXAaCTUIECKUE TEOPUU, METOJIbI
perpeccust u T.J. DKCHEPTHI IPEIOCTABISIOT CBOM IMPOTHO3BI, TTPEXK-
Jie 1eM OyJIeT TPeICTABIIEH COOTBETCTBYIOIMINN UCXO. ATperupyommii
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AJITOPUTM, ITPY BBIYUCIEHUN IIPEICKA3AHIS, MOYKET UCIIOJIb30BATD ITH
IIPOTHO3BI, & TaKXKe KyMyJsSTHUBHBbIE moTepu 3KcrepToB. Korma owe-
PEIHON MCXO/I CTAHOBUTCS U3BECTHBIM, KKl 9KCIEPT BBIUUCJIAET
cBou morepu. C pocTOM YHC/Ia MCXJI0B U MPEICKA3aHNA [TOTEPH KarK-
JIOT0 9KCIIEPTA CYMMUPYIOTCS U 00PA3YIOT €ro KyMYJ/ISTUBHBIE TIOTEPH.
HanyammM HazbiBaeTcss 9KCHEPT HECYIU MHUHUMAJbLHBIE ITOTEPH.
Arperupyromunii aJropuTM Mpu BEIYUCJIEHUNA CBOUX IIPOTHO30B MOYKET
HCIIOJIb30BATH IIPOTHO3BI U IOTEPU IKCIIEPTOB.

B rnaBe 4 6ymayT IOCTPOCHBI aJAIITUBHLIC aJrOPUTMBI IIPEICKa3a-
HHsI, KOTOPbIE HECYT MOTepU He OOJIbINMe, 9eM MOTePH HAWJIYUIIEro
9KCIIEPTA C TOYHOCTHb 10 HEKOTPOil OIMUOKYN O0ydeHUsl, Ha3bIBaeMOil
“perperom”.

B riaBe 4 npuBOUTCA HECKOJIHLKO AJITOPUTMOB IPEJICKA3AHUSI C UC-
IT0JIb30BAHUEM SKCIIEPTOB. ByIeT paccMOTpeH MeTOJ, pPacIpeie/eHus
[I0TEPh B PEXKUME OHJIAMH, IPUMEHUMBIN B Hanboiee o0IIeil CUTY I,
OCHOBHOIi METOJ, UCIIOJIb30BAHHLINA B TyIaBe 4, — 3TO METOJ, SKCIOHEH-
[IMAJLHOTO CMEIIMBaHUsI IKCIIEPTHBIX IIPOrHO30B. B pasnene 4.3 mpu-
BOJIUTCA aJITOPUTM XaHHaHa cjie10BaHnsd 3a BOSMYINEHHBIM JIMJIEPOM,
KOTOPBIi IOCTPOEH Ha APYTHUX IIPUHITAIIAX.

B pasaene 4.8 meron pacupeneneHns IOTEPh B PEXKUMe OHJIANH
Oyer MpUMEHEH I YCUJIEeHUs CIabbIX aJrOPUTMOB KJIACCU(PUKA-
nuu. Crabblii aropuT™M KJIACCH(MUKAIUT JIeJIaeT JINIb HE3HATUTE b=
HO MEHBIIIee YHC/I0 OIMMOOK, YeM MPOCTOe CiIydaiinoe yrajbiBanue. B
pasesie 4.8 uzaraeTcsi aJrOPUTM YCUJIEHUS CJIAOBIX KJIACCU(PUKATO-
pos — oycrunr (Boosting). Ilpusogures aaropurm AdaBoost, perraro-
muit 3Ty 3amaqy. AnaropurMm AdaBoost ycuiamBaer cirabbrit aaropurm
KJIaccrpuKamun 10 aJropuTMa, KOTOPBI ¢ HEKOTOPOI'0 MOMEHTa B
mporecce 00ydeHnsI HAUNHAET JIeJaTh KaK YIOJHO MaJjoe UHUCJIO OIIU-
OOK.

B riaBe 5 MBI BepHeMCs K 3a/a4e MIPeICKa3aHus ¢ UCIIOIb30BaHN-
€M IKCIEPTHBIX cTpaTeruii. Bymer paccMOTpeH arperupyromnuii aaro-
put™m BoBKa, KOTOpBIT MMeET 3HAYUTEHLHO MEHBIIYIO OIMNOKY Ipe-
CKa3aHUsl JIJIsd JIOrapuMUIecKoil, KBaIPATUIHON U HEKOTOPBIX JPY-
rux QYHKINH TOTEPb, YeM METOJ, SKCIOHEHITHAJIHLHOTO CMEITMBAHUSI,
HCIIOJIL30BAHHLBIN B riiaBe 4. Byjer TakKe MOCTPOEH COOTBETCTBYIO-
WA aJITOPUTM MHOTOMEPHOU perpeccuu B peKruMe OHJIAH, OCHOBAH-
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HBI Ha TPUMEHEHUHN arpernpyIoliero aJaropuTMa.

[Ipejickazannst B peKuMe OHJIAWH TECHO CBSI3aHBI C TEOpUEH Urp.
Tperbst wacTb — Uepov, u npedckasarus — MOCBSIIEHA U3JI0KEHITIO TE€O0-
pUN IIPEJICKA3aHU Ha SI3bIKE TEOPUH UTP.

OcCHOBHBIE TIOHSITHUSI TEOPUN UT'P PACCMATPUBAIOTCS B IyiaBe 6. Mbl
PacCMOTPUM MATPUIHYIO UTPY ABYX JIMIL C HYJIEBOW CyMMO# U JI0Ka-
JKeM i Hee MuUHUMakcHyio Teopemy Jlxk. dpou Heitmana. /loxasza-
TEJIbCTBO MUHUMAKCHOW T€OPEMBI IIPOBEIEHO B CTUJIE TEOPUH MaIlliH-
HOTO OOyYeHHsI C HCIOJIB30BAHUEM METOJ[a SKCIIOHEHITHAJIBHOIO CMe-
muBaHus. B 9T0i Iy1aBe Tak:kKe BBOISTCS MMOHATHSI paBHOBecus Hamra
U KOPPEJUPOBAHHOTO paBHOBecusi AyMaHa.

B rmaBe 7 paccMmarpuBaeTCsi HOBBIF TEOPETHKO-UI'POBOM ITOIXO/T
K Teopuu BeposiTHOCTe, npeyioxkennbiii Boskom u Ileiidepom [31].
B pamkax sToro nmoaxona pOpMyIUPYIOTCS UTPBI ¢ TPEICKA3AHUSIMHA,
Ha TPAEKTOPUAX KOTOPBIX, IIPHU OIIPEIEICHHBIX YCIOBHUAX, BHITOJTHEHDI
pa3InIHbIe 3aKOHBI TEOPHUHN BeposaTHOCTEH. [IpruMepnl Taknx 3aKOHOB —
3aKOH OOJIBIIUX YHCeN, 3aKOH IIOBTOPHOrO Jiorapudma, eHTpaIbHast
mpeaesbHas TeopeMa U T.J. BBOINTCSI MOHSITHE TEOPETUKO-UTPOBOM
BEPOSITHOCTH, KOTOPOE ONPEJIEISIeTCs JJIsl TTOJMOOHBIX UTP.

B paMmkax 3Toro moaxoga Takxke HanboJIee eCTeCTBEHHBIM 00pa3oM
dopmMyupyeTcs 3a/a9a MOCTPOEHNsT YHUBEPCAIbHBIX MTPEICKA3AHMUIA,
paccMoTpeHHasl B IJaBe 3.

B riase 8 6ymayT paccMarpuBaThes 0oJiee CI0KHBIE BOITPOCHI TEO-
puu urp. B ocHOBe u3jiaraeMoil Teopun HaXOUTCs 3HAMEHUTAsT Teope-
ma Buekyaina o mocruzkumoctu (Blackwell approachability theorem).
DTa TeopeMa sIBIsIeTCsl 0000IIeHneM MIHUMAaKCHOM T€OPEMBI JJIsi UT'P
JABYX JIMI[ C TPOU3BOJbHBIMN BEKTOPHO3HATHBIMU (byHKL[I/IﬂMI/I BbINUI-
poima. Teopema Biekysiiia coy>KUT 0CHOBO# JJIsT TOCTPOEHUsT KaJIiO-
PYEMBIX IIpeJICKa3aHuil JJIs CJIydasi IPOU3BOIBEHOTO KOHETHOTO IUCTIA
HCXOJIOB.

B cBoio ouepennb, B 9T0i 2Ke TiaBe OyIeT MOKa3aHO, YTO UCIIOJIH30-
BaHMe KaJIuOPYEeMbIX IIPEACKA3AHUI TO3BOISIET TIOCTPOUTD CTPATEI U,
[IpU KOTOPBIX COBMECTHOE YaCTOTHOE pacIpejiesIeHne XOJ0B BCEX WUI-
POKOB CXOIUTCS K KOPPEJUPOBAHHOMY paBHOBecHIO AymMmaHa.

JlanHast KHUTA TpeJcTaBjseT coboil KpaTkuii 0030p uieil u Mma-
TEeMATUIEeCKNX METO/IOB COBPEMEHHON TEOPUU MAIITHHHOTO O0YJeHUs
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U TECHO CBS3AHHBIX C HEHl TEOPUU IPEJICKA3AHUS C UCIIOIH30BAHUEM
9KCIIEPTHBIX CTPATEruii, HECTOXaCTUIECKNX TEOPETUKO-UTPOBBIX Me-
TOJIOB NIPEJCKa3aHusd, TEOPETUKO-UI'POBBIX OCHOB TEOPUU BEPOSTHO-
cTell ¥ TEOPUU YHUBEPCATBHBIX Ipejickazanuii. [lo MHeHUIO aBTODA,
BCE 9TU TEMBI IIPEJICTABJISAIOT CODOI HEOOXOIUMBI MUHUMYM TEOPETH-
YECKUX 3HAHUMN JIJIst CTYJIEHTOB U ACIIUPAHTOB, CIIECIIUATM3UPYIONUXCS
B 00JIACTH MAIMHHOIO OOYYEHUS U UCKYCCTBEHHOTO MHTEJLIICKTA.

Pabora maj 9T0# KHUTO# 9acTUYHO NMPOBOAMIACH B JiabopaTopuu
CTPYKTYPHBIX METOJIOB aHAIN3a JAHHBLIX B MPEJICKA3ATEILHOM MOJIe-
suposanuu mpu MockoBckoM usnko-rexumaeckoro uucruryre (M-
TU, rocyapCTBEHHBIN yTUBEPCUTET ).

MarepuaJst JaHHON KHUTU UCIIOJIH30BAJICH B KA9€CTBE OCHOBBI KYyP-
COB JIeKIU#, npounTaHubix aBropoM B 2008-2013 romax na 6a3o-
BbIX Kadenpax NucruryTa npobiem nepegadn undopmaruu (MIITTN
PAH) na daxyiabrere yupapjieHus u NpUKJIaIHOM MaTemarukn MO-
TN u ma dakynbrere 6usnec-undopmarukn HNY Bricmas mkosa
9KOHOMUKU. JlaHHasi KHUTA SIBJISETCS CYNIECTBEHHBIM DPACIIUPEHUEM
ydebHoro nocobust |3.

[naBer 1 1 2 MOTYT HOCJIY?KUTH OCHOBOI Jyist Kypca Jiekiuit “Cra-
TUCTUYECKasT TeOpHs MallnHHOro obyuenus . ['maswer 3, 4 u 5 MoryT
[TOCJTY2KUTH OCHOBOH JIJIsi Kypca JIeKIuii “YHIuBepcabHbIE IIPEJICKa3a-
HHUsT ¥, HAKOHEI, Ha OCHOBE I'1aB 3, 6, 7 1 8 MOXKHO COCTaBUTb KyPC
“Urpel u mpeacka3anus’.

C psijiom ujeil 1 OCTAaHOBOK 3a/ad, IPEJICTABIEHHBIX B JAHHON
KHUTE, aBTOP HO3HAKOMUJICS BO BPEMS KPATKOCPOUYHBIX BU3UTOB B Jle-
mapTaMeHT KOMIbIOTepHbIX Hayk Poitan Xosutoeil kosemka Jlon-
JIOHCKOI'O YHUBepcuTeTa. ABTOP ¢ 0J1ar01apHOCTHIO BCIIOMUHAET MHO-
rojieTHee OOIIEHUE C COTPYIHUKAMHU U aCIUPAHTAMU 3TOrO Jernapra-
menTa: Ajtekcargpom [lammepmanom, Biagumupom Boskom, FOpu-
em Kamnanmkanom, Muxaniom Bwrorunaeim, Mibeit HypeT1imHOBBIM,
Aunekceem YepnosoiM, Penopom 2K nanoseim u Jleo I'opponom.

Astop 6maromapen FOpuro Kamnumkany n Asnexcero YeproBy 3a
[IPeIOCTABIEHHBIE MATEPUAJIBI.

ApTop ocobenno baromaper Biragumupy BoBKy 3a MHOTOUYHCIIEH-
Hble 0ecelibl M PasbsCHEHHUS 110 MHOTUM BOIIPOCAM, 3aTPOHYTHIM B
JaHHOI pabore.
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Yacte 1

CraTuctunyeckasi TeoOpus
MAIIIMHHOT'O 00y4YeHusd
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I'maBa 1

DJIEMEeHTBhI Teopun
KJIacCU(pUKaIm

Kak 6b1710 3aMetTeHO BO BBEICHUHN, TEOPHUsT MAITHHHOTO O0yJIeHUsT pe-
MAaeT 3aJ[a9u [peJICKa3aHusi OyJIyIIero MmoBeJIeHUs CA0YKHBIX CHCTEM
B TOM CJIy4ae, KOrJla OTCYTCTBYIOT TOYHbBIEC T'MIIOTE3bl O ME€XaHU3MaX,
YIPABJISIONUX [TOBEJICHUEM TaKUX CUCTEM.

Nmeercsa psin kKaTeropuit MaIuHHOTO 00y UEHUsT: KOHTPOJIUPYEMOE
obyuenue mim “obydenue ¢ yaurenaem’ (supervised learning), HeKoH-
Tposupyemoe obydenne (unsupervised learning) (B wacTHOCTH, Kila-
crepusaiiys), obydenne ¢ mojakperuierneM (reinforcement learning).
B sTo0it u cienyomeii raaBax HAC OyIeT MHTEPECOBATDH IEPBBIN THUII
MaIIIHHOT'O 00y YeHusT — KOHTpompyeMoe obydenne. Mbl Haunnaem c
obygatorneit BBIDOPKH, KOTOpast IIPEJICTABJIIET cOOO0i IpuMephl — apbl
Buga “Bxoa — Bbixox . Ilebio oOydeHust sIBJASIeTCS — BOCCTAHOBJIEHUE
3aBUCUMOCTH MEXKJIy JIEMEHTAMU STUX Tap C HEJbI0 MPECKA3AHUS
OY/LyIIero BBIXOA 10 3aJJaHHOMY BXOJY.

B ocHoBe crarucTHUecKOil TEOPUU MAINTUHHOTO ODYUEHUS JICXKUT
TUIIOTE3a O CYIIECTBOBAHUE CTOXACTUIECKOI'0 MEXAHU3Ma NeHEPUPYIO-
IEro TaKue napbl. B 9TOM ciiydae Mbl MOYKEM OIEHUBATH BEPOSTHOCTH
omubKu Kjaccudukarmuu Oyaymux npumMepos. 1Ipu sTom nenarorcs
MUHUMAJIbHBIE TIPEIIIONOKEHUS O BUJIE BEPOSTHOCTHOIO MCTOYHUKA,
TEeHEePUPYIOIIEro JaHHbIe. Teopusi 0000IIEHNS TPEIOCTABISIET OIEHKT
TaKuX OIMUOOK, PABHOMEPHBIE OTHOCUTEIHLHO MAKCUMAJIbHO MTUPOKUX
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KJIACCOB BEPOSITHOCTHBIX paclpeieIeHni TeHePUPYIONINX JTaHHbIE.

MBI paccMOTPHUM JBa OCHOBHBIX KJIacCa 3aJa4: 3ada4 KAaCCu@u-
Kauyuu 1 3adavu peepeccuu. B TaHHOI IyIaBe paccMaTpUBAeTCs 3aa19a
KJIaccuUKAIINK, B KOTOPOI BBIXOJ 9TO METKa KJIacca, K KOTOPOMY
IIPUHAJJIEZKUT BXO/I.

1.1. SBagaua kjaaccudmukam

1.1.1. BaiiecoBcKkuii Kjiaccudukarop

[TpeaBapuTeIbHO PACCMOTPUM OJIUH IIPOCTERIINIT METOJT KJ1accuduKa-
uu. Pacemorpum napy ciydaitabix nepemenubix (X, YY), npunumaro-
niyto 3Hadenus: B MHOxkectBe X X {—1, 1}. IIpeamnonaraem, 1ro 3roit
1ape COOTBETCTBYET pacIpejleieHne BeposiTHOCTeli P U olpeesieHbl
AIlOCTEPUOPHBIE BEPOSITHOCTU TPUHAJIEXKHOCTH 0O0bekTa T € X K
nepsomy u Bropomy kiaaccam: P{Y = 1|X =z} u P{Y = —1|X = z}.

JIerko mocTpouTh ONTUMAILHBIA KIacCUMDUKATOD, €CJIN PaCIpe/ie-
JIEHWe BepoATHOCTel P, renepupyiolee mapbl “BXOJI-BBIXO , N3BECT-
HO.

O603HAYMM YCTIOBHYIO BEPOSITHOCTH TOT'O, 4TO OOBEKT I MPUHAJ-
JIEXKUT [EPBOMY KJIACCY

n(x) = P{Y =1|X = z}.

st npoussosbHOro kiaccudukaropa g : X — {—1,1} BepositHOCTD
OIMOKY KJIacCu(PUKAINA PABHA

errp(g) = P{g(X) # Y}.

Batiecoscxuti xaaccuduramop onpenessieTcss Kak

h(z) = 1, ecu n(x) > %,
| —1 B IPOTUBHOM CJIyuae.

Cremyromast jieMMa I[MOKa3bIBaeT, 4TO OafiecoBckuil KJiaccudukaTop
MUHUMU3UPYET BEPOSITHOCTH OMMOKY err p(h), KOTOpasi B JAHHOM CJIy-
qae Ha3bIBAETCs 0aUeco8ckotl ouwudKo.
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JIemma 1.1. Jlas w6020 kaaccuguramopa g : X — {—1,1}

P{MX) #Y} < P{g(X) # Y} (1.1)

Loxasameavcmeo. st Ipon3BOILHOIO KJIacCu(PUKATOPA § YCJIOB-
Hasl BEPOSITHOCTD OIMUOKU KJaaccupUKAIuy Opu X = & BBIPaXKaeTcs
B BHU/IE

Plg(X) #Y|X =z} =

=1-P{g(X)=Y[|X =z} =

— 1 (P{Y =1,9(X) = 1|X =2} +

+P{Y =—-1,9(X)=-1|X =x}) =

=1— (g1 P{Y =1|X =z} +
gy PLY = —1|X = 2}) =

=1-(1 g(x)zln( ) + 1g(zy=—1(1 = n(z))}),

e 15t moboro yenosust R(x) 6ymer 1g,) = 1, ecrm R(x) Boimose-
HO, U 1p(;) = 0, B IpoTUBHOM Cilydae.
Amnajornanoe paBeHCTBO BBIIOJIHEHO JTsi KiaaccudukaTopa h(x).
Bamerum, 4T0 lgp)——1 = 1 — 1y(p)=1 A5 moboit PpynKuun Kac-
cudukanuu g. Takum obpasoM, /i KaxKaoro © € X

P{g(X) #Y|X =z} — P{h(X )#Y|X_9C}=
= n(2)(Ln@)=1 — Lg@)=1) +
+(1 = (@) Lp@)=—1 — Lg@)=—1) =

= (2n(x) = D) (Ip@)=1 — 1g(r):1) >0

110 ompeIeIeHnto baitecoBCKOro Kiaaccuduraropa h.

Huterpupyem obe 9acTh 3TOro HepaBeHcTBa 1o x. [lomyuuMm nepa-
BEHCTBO JIEMMbI. /A

Baitecopckuii KnaccuduKaTop CIyKAT STAJOHOM JJIs OLEHKH Ka-
JeCTBa aJTOPUTMOB KJIACCH(DUKAIIAHN.

Ob6o3HauuM IOCPEACTBOM D MHOXKECTBO BCEX M3MEPUMBIX (PYHK-
nuii kinaccudukaropos tuna g : X — {—1,1}. Yeaosue (1.1) MoxKHO
3amcaTh B BUIE

errp(h) = P{R(X) # Y} = inf P{g(X) # Y}.
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[Tycts mHekoTOpBIi KitaccudukaTop g; € D mocTpoen HEKOTOPBIM aJi-
ropurmoM A 1o ciyuaiinoii Beibopke S = ((z1,y1), -.., (z1,y1)), cre-
HEPUPOBAHHOM paclpejie/ieHueM BeposiTHocTeil P. AjiropurM Kiaccu-
durarnun A HA3LIBAETCA COCMOAMENbHIM IS pacipeaeenus P, ec-
JIM CIydaiinast Besmdauta errp(g;) cxonures K errp(h) 1o BeposTHOCTH
P, T.e. gist moboro € > 0

P{lerrp(g;) —errp(h)| > €} — 0 (1.2)

pu | — o0.

Autropur™m Kitaccudukanuy A Ha3bIBAETCS YHUBEPCAALHO COCMO-
AmesvruiM, ecau yeaosue (1.2) mmeer Mecto st JIEOOOTO pacipejie-
sieanst P.

Henocrarkom 6aiiecoBcKoro KiaccuduraTopa siBjsieTcst TO, YTO OH
HCIIOJIb3YeT JIJIsl BBIYKMCIIeHUsI 3HadeHuii dpyHkuuu h(x) BeposTHOCT-
HOe pacipejiesienne P, renepupyioriee napsl (z,y). Ipexae gem uc-
I0JIb30BaTh OaifiecoBcKuil KiaaccuuKaTop, HAI0 PEIIUTD 3aJ1ady BOC-
CTaHOBJIEHUsT BEPOSITHOCTHOIO pacupejenenns P 1Mo ero peann3aiu-
siMm. Ha mpakTuke Takoe BEPOSITHOCTHOE pacIpejieleHre JacToO Hem3-
BECTHO U €r0 TPYIHO BOCCTAaHOBUTH. OOBIMHO I MOJIYIE€HUSA JTOCTO-
BEPHOI'O pe3yJibraTa TpebyeTcs: JTOBOJIBHO MHOTO PeaIn3alinii CJryaaii-
noit Besmannnl (X,Y).

OcHoBHBIE TIPOBJIEMBI CTATHCTUYECKON Teopun KJaccupuKaIum
CBsI3aHBI C TeM, YTO IPU MOCTPOEHNN KiaccudukaTopos h(zr) Mbl He
MOXKEM MCIIOJIB30BATh PaCIIpeie/IeHns] BEPOSITHOCTENH, TeHEPUPYIOIIHe
napsl (x,y).

Takum obpazoM, B majbHeiIeM OyayT paccMaTpUBAThCA KJIACCH-
pUKaTOPHI, HE 3aBUCSIIUE OT BEPOSITHOCTHOI'O PACIIPeJIe/IeHUsI, TeHe-
PUPYIOIIETO JAHHBIE.

BaitecoBckuit kinaccudukaTop CIYKUAT IJisi CPABHEHUs ITPEICKA-
3aTeJIbHOM CIIOCOOHOCTH JPYTUX AJITOPUTMOB KJIACCH(DUKAIUN.

1.1.2. IlocTanoBka 3a/ja4mn KJaccudukammm

Bazkuast mpobiiema, BOSHUKAIOIIASI B CTATUCTUIECKONW TEOPUU MAIIIMH-
HOTO 00y YIeHUSsI, 3aKTI0TACTCS B TOM, KAK MHOTO CJTYIalHBIX TTPIMEPOB
HEOOXO0/IMMO MCIIOJIb30BATE IIPU OOYUEHUN JIjIst TOrO, YTOOBI TapaAHTH-

20



POBATH JOCTATOTHO MAJIYIO ONMUOKY KIACCU(DUKAIINN C 38 JAHHO CTe-
[IEHBIO JIOCTOBEPHOCTH.

CrauaJia HallOMHUM OCHOBHBIE njten PAC-Teopun MarmmHHOTO 00y-
gyenusi (Probably Approximately Correct-learning), npejo:keHHyto
Basmanrowm [36].

B nmannom ciydae popMasibHas TIOCTAHOBKA 3aJIa4i OCHOBaHA Ha
BEPOSITHOCTHBIX IPEJIIOJIOKEHUsIX. MBI IpejiioiaraeM, 9To BCe MpH-
MEPBI, TPEJICTABIECHHBIE JIJIsT OOYUYEHUsT WM TPOBEPKH, HE3ABUCUMO
U OJIMHAKOBO PACIIPeJIeJIEHbI COTJIACHO HEKOTOPOMY (DPUKCHPOBAHHO-
My HEU3BECTHOMY DPACIPEJIETCHIIO BEPOITHOCTEH P Ha MHOMXKeCTBe
X 5TUX TPUMEPOB, UMEIOIIEM CTPYKTYPY BEPOSITHOCTHOTO ITPOCTPAH-
cTBa.

[IpeamonaraeM, 9To KaxKaplit npuMep & € X WMeeT MeTKy — IIPH-
3HAK MPUHAJIEKHOCTH K HEKOTOPOMY Kjaccy. MeTku kiraccoB oGpa-
3YIOT MHOYKECTBO [ 1 33JTAI0TCsT ¢ TIOMOTIBIO HEU3BECTHON HaM (DYHK-
muu ¢ € C tuna ¢ : X — D, Koropasi Ha3blBaeTcsi KoHyenmom: () —
METKa .

JomycTuM, 9TO IO HEKOTOPO# CirydaiiHoil BLIOOpKE

S = ((z1,¢(z1)), ..., (@, c(xr)),

MMOPOKIEHHON pactipeaesienneM P, Mbl mocTpousu runore3y h = hg,
KOTOpasi BBIPAXKAET MPUHAJIEKHOCTh OOBEKTOB T K KJjaccaM (ToJI-
MHO)KecTBaM X)), IIOPOXK/IEHHBIM HEU3BECTHBIM HAM KOHIIEIITOM C.
Omubka runoTe3nl h ONpeIeIsieTCs Kak

errp(h) = P{h(x) # c(x)}.

Omubka errp(h) siBiseTcst cryaifHON BeJIMINHOI, Tak KaK (byHKIHs
h = hg 3aBucur or S.

Paccmorpum 3aiady: Hafitu Takyio rutnoresy h, JJisi KOTOPOii Be-
POSITHOCTB COOBITHSI, 3aKJIIOYAIOIIErocst B TOM, 9T0 ommbOka errp(h)
BeJIMKa, fABJsieTcs MaJioit. Jpyrumu cioBaMu, MbI XOTe€H Obl yTBEp-
KJATh, 9TO TUHOTE3a A 6epoAmHo npubsusumesvro éepha (probably
approximately correct).

Crenenb “ipubIU3UTEILHOCTH KOJUIECTBEHHO OYIET BHIPAXKATH-
csI C TIOMOIIIBIO ITapaMeTpa €: Mbl Oy/1eM TpeOOBATDH BBIIOJTHEHUST HEPa-
BercrBa errp(h) < e.
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Cremnens “BeposTHOCTH OYIET U3MEPSITHCS C TIOMOIIBIO ITapaMeTpa
ypOBH# j1oBepust d. Mbl XOTUM IOJIyYUTH XOPOIIYIO AIIIPOKCAMAIIIIO
KoHIenTa ¢ € C' ¢ BBICOKOI BEPOSITHOCTHIO. B wacTHOCTH, MBI TPEOyeM,
9106l HepaBeHCTBO err p(h) < € BBIIOJIHSIOCH Obl ¢ BEPOSITHOCTHIO HE
MeHbIeil yem 1 — 4.

Bce st coobpaxkeHust IPpUBOLST K CJIELYIONIe TOUHONR (POPMYyJIn-
poBke PAC-reopun MaIrmmHHOTNO 00y IeHMSI.

AutropurMm A BoccTaHaBiauBaeT Kjace KOHIENToB C ¢ IOMOIIBIO
KJacca runores H, ecim juis joboro konirenra ¢ € C, st J10060ro
pacipeesieHnst BEposiTHOCTER P Ha puMepax &, a TaK:Ke JIJIs JIIOObIX
€€ (0,1/2) u 6 € (0,1/2) BbimoHEHO CJIEYIONIEE:

e ajroputM A mosydaer Ha BXOJ| 0OyYAIONIYIO BBIGOPKY, COCTO-
SIIYIO U3 CilydaitHbix nap (x,c(z)), He3aBUCHUMO M OJMHAKOBO
PACIPEIETEHHBIX COIVIACHO P, 9HCI0 KOTOPBIX ITOJHHOMHUAIBHO
3asucut ot 1/€ u 1/9;

e ajroputM A BBLIAET B KadecTBe pedyibrara (QyHKIUIO h, Jist
KOTOPOii errp(h) < € ¢ BeposATHOCTBIO He MeHee 1 — 4.

B sTom ciaydae ropopum, uro Kjacc kKonrentoB C siBisiercss PAC-
n3zyuaeMbiM (Probably Approximately Correct learnable).

B nmamnoit pabore OymerT pacCMATPUBATHCS ITOCTAHOBKA 3aJatU,
HECKOJIbKO OTJIUYHASI OT KJIACCHIeCKON mocTaHoBKU 3amadun PAC-
TeOpUU MAITUHHOTO 00ydeHusi. MbI He HCIIO/IB3yeM MOHATHE KOHIIEI-
Ta, BMECTO 9TOI'0 MBI IIPOCTO MPEJIOIaraeM, ITo napel (x,%y) o0bek-
TOB & W UX METOK Y OJIMHAKOBO U HE3aBUCUMO PACIIPEJIeJIEHbI COTJIac-
HO HEKOTOPOMY HEM3BECTHOMY BEPOSITHOCTHOMY pacipejenenunio P Ha
mHoxkectBe X X D. IlomobHas mocTaHOBKa IPUHATA B COBPEMEHHO
CMAMUCTNUNECKOT, MeoPUY, MAwurHo20 obyyenua. B ocTagipbHOM BCe
ugen PAC-Teopun coxpaHsaioTcs.

Mgt npe/osaraem, uro seibopka S = ((x1,y1), ..., (21,y;)) rere-
pupyercst (IIOPOKIAETCsI) HEKOTOPBIM MCTOYHUKOM. OCHOBHOE Mpe/i-
[OJIOXKEeHIE 00 MCTOYHUKE, TOPOXKIAIONIEM BEIOOPKY S, 3aKIF0UAETCsI
B TOM, 4TO Ha mapax (z,y), T.e. Ha npocTpancTe X X D, 3amaHo pac-
npejesienne BepositHocreii P, a napsl (z;,y;), o6pasyroiye BEIOOPKY
S, OIMHAKOBO W HE3aBUCHMO PACIPEICTCHDI.
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Cootsercrsenno na muoxkectse (X x D)! 3amano pacnpeesenue
BepositHocTeit PP = P x P x --- x P.

IIpasu.no, nim dbyuknus (runoresa), Kiaccudukanum — 310 QyHK-
nust tuna h @ X — D, xKoTopast paszdbuBaer 3jeMeHTHl r; € X Ha
HECKOJIBKO KJ1accoB. Mbr Oyiem TakxKe Ha3blBaTh (PyHKIHUIO h Kiac-
cupUKATOPOM, UJIH PEIIAIONIAM [TPABUJIOM.

B nmanbueiiimem y nac Bcerga OyaeT pacCMaTpUBAThLC CJrydail Ou-
HapHoit kiaaccudukamuu D = {—1,1}, a dynknus h : X — D Gyger
HA3BIBATHCST UHIUKATOPHOI.

B sTom cityuae Bes BeiOOpKa S pasbuBaeTcs Ha JB€ MOIBLIOOPKU:
ST = ((wi,y;) : yi = 1) — noNOKUTETbHBIE TPUMEPDI (UJIU TIEpBbIit
kimacc) u ST = ((z4,¥:) : yi = —1) — oTpuIaTe/NbHbIE IPUMEPDI (MIn
BTOPOii KJ1acc).

B HEKOTOPBIX CiIyvasx WHIUKATOPHAs (PYHKIUS KaacCrupuKaium
h 3a712€TCsI C TOMOIIBIO HEKOTOPOI BEIECTBEHHOM (PYHKIUU f U 9uciia
reR

h(z) = { 1, ecmu f(x) >,

—1 B IPOTUBHOM cCJIydae.

[IpenckazaTenbHas CIIOCOOHOCTD TPOU3BOIBLHON PYHKITUN KJIACCH-
dukanuy h 6yIeT OLEeHNBATHCA 110 0WUbKe KAACCUPUKRAUUL, KOTOPAST
OIIPEJIE/ISIeTCST KaK BEePOSITHOCTH HEIIPABUJILHON KjaccuruKkamm

errp(h) = P{h(z) # y} = P{(z,y) : h(z) # y}.

Oyukiust errp(h) TakKe Ha3bIBACTCS PUCK-PYHKUUOHAAOM.

OcHOBHAa 1IeJIb IPU PEIIeHUH 3a/1a49i KJIaCCU(DUKAIUN — JJIsl 3a-
JIaHHOTO Kitacca (byHKIunit Knaccudukanuun H MOCTPOUTH ONTHMAJb-
HBII KJIaccuUKaTOp, T.e. Takyio yHKINO Kiaccuduxaruu h € H,
Ipy KOTOPOii ormmbKa Kiaaccudukanuu err p(h) sBiiseTcss HAanMeHbIIIeit
B Kjacce H.

B s70it TyiaBe B ocHOBHOM OyJieT pacCMaTPUBATLCH 3aJ/iada KJiac-
cudUKAIMY N-MEPHBIX BEKTOPOB — 3JIEMEHTOB MHOXKecTBa R", rie
R — MHOX>KeCTBO BCeX JeficTBUTENbHBIX unces. Jlagee D — MHOXKeCTBO
KJIACCOB 9TUX BEKTOPOB — KOHETHOE MHOXKECTBO C HEOOJIBIIINM IUCIOM
3JIeMEHTOB. PasMepHOCTb 1 €BKJIUI0BOTO MPOCTPAHCTBA R'™ 0OBIYHO
BEJIMKA 10 CPABHEHUIO C YUCJIOM KJIACCOB.
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Haitee snemenTsr R™ OyjieM 0003HaYaTH HOTIEPKHYTHIMU CBEPXY
OGykBamu: T, 9y, ... € R™; B KoopauHarax — & = (1, ..., &n). Dyayr
PACCMATPHUBATHCST OTIEPAINN CJIOXKEHUST BEKTOPOB

r1+n

x
Z+g— 2+ Y2

Tp + Yn

YMHOXKEHNA Ha BEHIECTBEHHOE YUCJIO

AT
_ [0 1%)]
ar = ,
Ty,
rie T = (z1, ..., &) 0y = (Y1, -, yn)"

C noMomIpIo IITPHUXa MbI YTOUHAEM (POPMY LIPEICTABICHU BEKTO-
pa B BUJE MATPHUIILI — IIPOCTYIO WA TPAHCIOHUPOBAHHYIO, HO TOJIBKO
B TeX CIydasX KOTIa 3TO MMeeT CYIIECTBEHHOE 3HAYCHIE.

Ha BekTopax m3 R" TakxKe ONpeaeeHO WX CKaIsIpHOE IIPOU3-
Begenue (T - 4y) = x1y1 + -+ + Tpyn. Hopma (ymHa) BekTOpa I

n
>~ 22, Ilpu pemenun 3a-
i=1
Ja4un KjaacCu(UKAIUU Mbl MCXOJIUM U3 obyuarowetd evbopru S =
(Z1,11), -y (T1,y1)), T Tj € X — BEKTOP €BKJIMJIOBOTO IIPOCTPAH-
crBa R"™ pasmepHocTu n (HAIPUMED, 9TO MOXKET ObITh HUMPOBOi 06-
pa3 Kakoro-mbo n300pazkeHust), ¥; — 9TO JEMEHT KOHETHOTO MHOZKe-
crBa D ¢ HEGOJIBIIUM YHUCIIOM JIEMEHTOB (MeTKa KJIacca), HallpuMeD,
y; € {—1,1}. DuemenTsr y; € D oupesessiior KJIacchl 00bEKTOB T;.
IIpu permennn 3amauu MHOTOMEPHONH PEIPECCUU TAKXKE PaCCMAaT-
puBaercst obyuatomas Bbibopka S = ((Z1,y1), ..., (T1,y1)), upn
TOM 3JIEMEHTHI 1J; OOBLIYHO SBJISIIOTCS BEIeCTBEHHBIME YKCJIaMU, T.€.
D = R. 3amaua perpeccun OyjeT paccMOTpeHa B pasjenax 2.8, 2.9, a
TakKzKe B paszJjeiie 5.9.

ompejiessiercss Kak ||Z]| = /(T -Z) =
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1.1.3. JIuneiinble KJjJaccudUKATOPHI: IIEPCEIITPOH

Paccmorpum onua 3 HanboJiee CTapbIX aJrOPUTMOB KJIACCU(DUKAIIAN
— IIEPCEIITPOH.

[TepcenTpon mnpenacTaBiasgeT cobOii HEKOTOPYIO TEXHUYIECKYIO MO-
Jiesib BocupusTusi. Mojesnb nmeer aBa cjos. [lepBbiii, perenTopHblii
CJION TIOJIA€T CUTHAJI HA BXO/IbI IIOPOTOBBIX JIEMEHTOB — HEIIPOHOB TIpe-
06pazyIOIIEro CJIO.

Maremaruaeckast MOJIEb NEPCenmpona OYIET 3aIaBAThCS CIIEIY-
TOIM 00Pa30oM. 3a1aHO TPOCTPAHCTBO X MCXOIHBIX OMUCAHNN 00bHEK-
ta. [IpeobpazoBanue § = @(T), KOTOPOE B KOOPAUHATHOM BUJIE 3alll-

CBIBAETCS Kak y; = @;(Z), 7 =1, ..., m, CTABUT UCXOAHOMY OIUCAHUIO
z=(x1, ..., Tm) € X 00beKTa PeObPa30BAHHOE OMKCAHKE 0O'bEKTA
7= (y1, .-, yYn) € Y. llpennomnaraem, aro X C R™ u Y C R"™ st

HEKOTODPBIX 1M, M.
[TepcenTpon 3a1aeTcs OAHOPOIHON TuHEHHON DyHKIIIEH

L(z) = (A (7)) = Y Xips(®) = > \iws
i=1 =1

rje JeifiCTBUTE/IbHBIE YUCIa \; HHTEPIPETUPYIOTCH KaK Beca, IPUIIH-
cbIBaeMble [Ipeobpa30BaHHbIM Hpu3HaKaM y;. 31ech (A - @(T)) obosna-
Jaer CKaJsIpHOE MpOHM3BeJleHune JAByX BeKTopoB A = (A1, ..., A\,) u
o(z) = (¢1(Z), ..., ¢n(T)) B eBrIMIOBOM IPOCTpancTBE R

ByseMm CBS3BIBATDL ¢ MEPCENITPOHOM (PYHKUUIO AKTNUGCAUUL:

f@ =Y i@
i=1

[Ipumepsr yHKINN AKTUBAIIH:

o(t) = sign(t),
1

C’(t):m,

t_ ot
el —e
olt) = et +et’
rie
1, ecm t > 0,

—1,ecm t < 0.
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B maspmeiimeM 1t pocTOTHI OyIeM HCIOIB30BATL OMHAPHYIO
dbyukuuio akrusanuu o(t) = sign(t), Koropasi oupejessieT Ciaeryo-
mwmit knaccudukarop. CunraeM, 9T0 BEKTOP T NPUHAIIEIKAT MEPBO-
My KJIaccy, ecJiu

i=1

B mporuBHOM ciiydae BEKTOD T NPUHAJJIE2KUT BTOPOMY KJIACCY.
[eomeTpudecKkn 3TO O3HAYAET, UYTO B IMIPOCTPAHCTBE IPU3HAKOB X
3a/1aHa TUIIEPIIOBEPXHOCTD

ZM%’(@) =0, (1.3)
i=1

KOTOpas JEJIUT MPOCTPAHCTBO X Ha IBa MOJyIpocTpancTia. OObeKTh
IEPBOro KJIacca OTHOCATCS K OZHOMY IIOJIYIIPOCTPAHCTBY, OOLEKThI
BTOPOTI'O KJIaCCa OTHOCATCS KO BTOPOMY IOJIyIPOCTPaHCTBY. IlomobHast
IUIIEPIOBEPXHOCTDL HA3LIBACTCH pa3densrowet.

Kaxoii pasmesstrorieii runeprosepxaoctu (1.3) coorBercrByer
Pas3IeNIaomas THIEPILIOCKOCTh

Zn: Aiyi =0
i—1

B IIPOCTpaHCTBe IpeobOpa3oBanubix npusnHakos ). [Ipocrpancrso Y
TaK>Ke HA3BIBAETCSH CNPAMAAIOULUM.

[Iycts 3agana GeckoHewyHAst 0O0ydJaloNiasi BHIOOPKA B CIPSIMJISIIO-
IIEM IIPOCTPAHCTBE

S = ((Ql,ﬁl)a (52,62), o ')7

rje €; 0b03HaYaeT IPUHAJJIEXKHOCTH 00beKTa J; = ¢(T;) KIaccy
Ge{-1,1},i=12, ...

JlomycTuM, 9TO CyMIECTBYET THIEPILIOCKOCTb, CTPOrO Pa3Iesdio-
miast BbIbopky S. Ilyers A = (A1, ..., A,) — BekTOp KO3(bbunmenTon
9TOHl pasjie/diolieil I'MIIepIJIOCKOCTH. 110 olIpelle/leHHI0 MUIepILIOC-
KOCTb CTPOr0 pasjeideT BLIOOPKY, €C/IU BBIIOJHEHB HEPABEHCTBO

inf (A - ;) > 0. (1.4)
(2
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st ymobeTBa mpeobpasyeM 00ydaloNnyio BBIOOPKY CJEIYIONIUM 00-
pasom. PaccMoTpuM moc/ie1oBaTeIbHOCTD BEKTOPOB 41, Y2, ... , L€

Ji = Ui, €Can €; = 1,
! — i, eca €; = —1,

nust Beex 4. Torma ycimoBue crpororo pasienenns (1.4) sammmrercs: B
BHUJIC
inf(A . ﬂ,) > 0.
K

O603HaUUM

=in 7(/&:&1)
p(A) = inf Al

po = sup p(A), (1.5)
A#£0

n
> A? — ymna sexTopa A B npoctpanctse R™.
i=1

YcjioBrE CTPOTOit pa3ieIuMOCTH BEIOOPKY S MOXKET ObITH 3aIica-
HO B Bujie pg > 0.

Agropurm PosenbJjiaTTa IIOCTpOeHUs pa3aesdiolneil ru-
MEePILJIOCKOCTH.

e [|A]l =

[TycTb 3aiana npousBosibHas OecKOHeYHAasi 00y varolas BhIOOPKa

(71, €1); (T2, €2), -

U IIyCTh CYIIECTBYET I'MIIEPIIJIOCKOCTD, IIPOXOJAINas Yepe3 HadaJlo KO-
opaunat (A* - y) = 0, cTporo pazmeidiomas 3Ty BEIOOPKY, T.e. TaKas,
4TO

Cunmraem, garo ||[A*]| = 1.
IIycrs 3a7an mopor pasmiesennst — Iucyo po > 0 takoe, 910

(A" 9i) > po (1.6)

JUTst Beex 4. Takzke mpe/iosiaraeM, ITo BEKTOPHI J; PABHOMEPHO OT'pa-
HUYEHBI 110 MOJLYJIIO
sup |yi| = D < 0.
7
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[Tosaraem Ag = (0, ..., 0).

FORt = 1,2, ...

Ecmu (Ay—1 - g¢) = 0, To mosaraem Ay = Ay_j.

(T.e. ecsim ouepeHON BEKTOP KiaccubUIUPYeTCst IPABUIBHO, TO Te-
KyIlasi TUIEPILIOCKOCTh HE U3MEHSEeTCs ).

Ecmu (A1 - ) < 0 (ouepeiHoOli BeKTOP KiacCupUIUPYETCsl Helpa-
BUJIBHO), TO HPOU3BOJMM KOPPEKTUPOBKY BEKTOPa IHMIIEPILIOCKOCTH
Ay = Ay + ¢, HA30BEM 3TY OLEPAIUIO TAKXKE UCTPASACHUEM OULUD-
K.

ENDFOR

Puc. 1.1: Anropurm Posenbsiarra mocrpoenust pasjieisonieil rumnep-
ILJIOCKOCTHU

Obytenne mepcenTpoHa 3aK/TI09aeTCsT B U3MEHEHUN KOODIMHAT
BEKTOpa BeCOB A Ha KaxKJIOM Iare ajropuTMa, HMPUBEJIEHHOI'O Ha
puc. 1.1.

IIycts At = (A1t, ..., Ant) — TeKyIIuit BeKTOp K03 dHIIEHTOB
UIEPIJIOCKOCTH, BBIYUC/IEHHBIN Ha 1mare t aaropurMa, t = 1,2, ....

AJITOpUTM HCITONB3YET MPeodbPa30BAHHYIO MOCIETOBATEIHHOCTD BEK-
TOPOB Y1, Y2,

Cnenytomas Teopema, npuHatexamas A.A. HosukoBy, yTBep-
JKJIaeT, 9TO B TOM CJIydae, KOrJa CYIeCTByeT I'UIEePIIOCKOCTh pa3ie-
JISTIOTTAsT BLIODOPKY € TIOJIOXKUTETHHBIM TTIOPOTOM, aaroput™ Pozenbar-
Ta M0CJIe MHOTOKPATHOTO IPEIbIBICHNS 00y IaloNIeil moc/e10BaTe b
HOCTH, COCTABJIEHHON M3 3JIEMEHTOB BBIOOPKH, TIOCTPOUT 38 KOHETHOE
YUCJIO TIATNOB TUIEPILIOCKOCTD, CTPOTO Pa3JeIsioNLy0 BCIO BEIOOPKY.

Teopema 1.1. Ecau cywecmsyem 2unepniockocmy, pa3dessowas
beckoHeuHYI0 8LLO0PKY

(U1, €1), (92, €2),

C NONOACUMEALHBLM NOPO20M, MO 6 aszopumme Posenbaamma uc-
npasAeHue OUWUOKY NPpoucrodum ne boree uem

%]
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pas.t Omo anavum, wmo nepasencmeo Ay # Ni_1 6vinoaneno 0as e
2
bosee uem L%J PABAUNHDBLT T

0
Hocae smoeo, pasdessrousan 2unepniockocms Cmabuiu3upyemcs

u 6ydem 6e30wubouH0 deAumd 6CI0 DECKOHEUHYIO OCTNABULYIOCH HACTIL
nocAA08AMEALHOCTIU.

Hoxazameavcmeo. Ecnm Ha mare ¢ IpouCXOAUT M3MEHEHHE BEKTO-
pa A¢, TO
1AL = 1A=t + 2(Ae—r - Ge) + (171

Tak xak (A¢—1-7;) < 0 (kIaccudukarms t-ro BEKTOpa HelIPpaBIIbHAST)
u |9l < D, nonyuaem

1A < [[Ae-a® + D2,

Eciin o mara T BKJIIOUATEFHO MPOU30ILIO k TAKUX HUCIIPABJIECHUI,
TO MOy JIaeM

JA? < kD2, (L.7)

ITo ycsoButo pasuesumocru (1.6) cymecrByer eaunudHbIi BekTOp A*
TaKOU, 4TO

(A" - %) = po

IJISI BCEX 1.
Onenum Bermunny (As - A*). Ilo oupenenennio (Ag-A*) = 0. Econ
Ha Iare ¢ aJrOPUTM HPOU3BOJIUT HCIPABJIEHHE, TO

(Ap - A*) = (A1 - A") + (A" - 5¢) = (A1 - A7) + po.
ECJH/I Ha miare t HUCIpaBJIEHUA HE IIPOUCXOJUT, TO
(A - A*) = (Ap_q - A).

Takum obpazoM, ecyin K mIary t aaropuTM mpoussesi k UCIpaB/IeHuid,
TO

(A¢ - A*) > kpo.

131ech u nasee, s 06GOr0 BELIECTBEHHOIO YHCIA T YEPE3 || obosnauaercs
MaKCHMAaJIbHOE IIeJI0€ YHCJIO He Goublie 7, a [r] 0603HaYaeT MUHUMAJIBHOE LeJIoe
YHUCJIO HE MEHBIIIE T
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ITo mepasencrBy Kommmu—BymnskoBckoro
(Ag =A%) <A - (AT = (1A
[TosToMy mMeeT MeCTO HEPABEHCTBO
1Al > kpo. (1.8)
O6bequnsiem HepasercTsa (1.7) u (1.8), nomyuaem
D2
k< —.
Po

Taknm o6pa30M, YHCJIO I/ICHpaBJIeHI/IfI HE IIPpEeBOCXOaUT

D2
|2
Po
Teopema nokazana. /A
ITo Teopeme 1.1, kakoBa ObI HE OblTa GECKOHEYHAs pPa3IeInMast

C TOJIOXKUTEJbHBIM TTOPOrOM BBIOOpKa, aJropuTMm PozenbiarTta, cie-
2

JIaB KOHEUHOE UHCJIO UCIPABJIEHUN, He MPEBOCXOIsIIee L%j, Haiiger
0

KaKyI0-JIub0 TUIIEPIIOCKOCTD, CTPOTO Pa3JIe/IsAoNLy0 BCIO BHIOOPKY.
B HEKOTOPBIX Cilydasix B IEPCEIITPOHE PACCMATPUBAETCsI OUHAPHOE
CHIPSIMJISTIOIIEE [IPOCTPAHCTBO, T.e. V) = {—1,1}".
B srom ciyuae scno, uro D? < n. Torma orenka Teopemsr 1.1
uMeeT BUI,

n
k< | =],
Lng

T.€. YUCJIO KOPPEKIM aJlropuT™Ma 00yIeHus IIePCeTPOHa PACTET JIH-
HEHO ¢ Pa3MEepPHOCTBIO MPOCTPAHCTBA.

B sTom pasmesne ObL1a paccMOTpPeHa JIBYXYPOBHEBAs MOJEb Iep-
centpona. Ha mepsom yposHe ompejensercss orobpazkenue § = ¢(T)
UCXOJIHOTO MPOCTPAHCTBA ONUCAHUN OOBEKTOB X B CIPSIMIIAIONIEE
npocrpascTeo ). Ha BTOpoM ypoBHE peasiu3yercsi aJrOpuTM 00y de-
HUST — [OCTPOEHKE PA3JIEISIONIeil THIIEPILIOCKOCTH B IPOCTPAHCTEE )
Ha OCHOBe obyJaroIeil ocseaosareibHoctu. OCHOBHOE TpeboBaHMe K
OTOGPAKEHIIO ¢ JUKTYET BTOPAs YaCTh MOJEJH, & HMEHHO, MHOYKe-
CTBa BEKTOPOB — 00Pa30B {J, IPUHAJIEKAIINX K PA3JINIHBIM KJIaCCaM
JIOJIZKHBI OBITH PA3JIeJIMMbI THIIEPILIOCKOCTHIO.

30



MHuorocioiiHasi HeifipoHHasi ceTh. llepcenTpoHBI MOXKHO KOM-
OMHUPOBATHL B BUIE MHO20CA0TUHBLT HEUpoHHvL ceTeil. B Kaxkmoii Bep-
[IAHE ¥ TaKOI CeTH pacIoJIaraeTcst HeKoTopas (DyHKITHSI

f[7(@) = o((@” - z) + V"),

0 — QYHKIUS aKTUBAIMHA; HA MECTO apryMeHTa B Hel IOJCTaBJICHO
3HAYCHUE IIePCEIITPOHA.

PaccmoTpum cemdb BepIuH, COCTOAIIYIO U3 | CJT0eB. 3a/1aHbl HATY-
pasbHbIE YUCIA N, ..., 1 — PA3MEPbI CJIOEB (YUCJIO BEPIIHUH B CJIOE),
IpuYeM, CaMbIil BEPXHUI CJION COCTOUT U3 OJHON BepIIUHBL: 1y = 1.

C KaxK0ii j-il BEPIIMHOI §-I'0 CJI0sI CETH aCCOIUUPYETCst PyHKITNST
fi;j(@) = o((w"7 - T) + b)), tne W,z € Rt u b € R.

Heitponnast cerb MOXKeT OBITH IIpeJICTaB/IEHa B BUle HAOOpa BEK-
TOPHO3HAYHBIX (DYHKITHH

fi: R o R,

1= 1, ey l, riae fZ = (fi,la SN fi,m,l)'
Boixon HeiipoHHOI ceTH 3a/1aeTCsl OJIHOMEPHON (PYHKIIUEH — KOM-
TTO3UINEN

fio ficio---0 fao f1.

Bekropsr W'/ Ha3bIBAIOTCS BecaMu, KOTOPDLIE MPUIUCAHBI BEPIITTHAM
(i,7) ueitponHoii cern.

1.2. Teopust 06001IIeHUS

1.2.1. BepxHue olleHKN BEPOSITHOCTU OMIMOKM
KJaccuuKaimm

B Teopun 06001eHNST BBIYUCISIIOTCS BEPOSITHOCTH OMINOKN KJIacCU(pU-
KaIuu Ha mecmosoti 6bibopke, TIoc/ie TOTO Kak (MYHKINs Kaaccudu-
Kalliu OIpeJiesIeHa 10 00yuaroweti 6b00pke, T.e. IPOBEAEHO 00y IeHne
aJTOPUTMa, KJIACCU(DUKAIIN.

B sToM pazzesie Mbl IpHUBEIEM OCHOBHBIE ITOJIOYKEHUST CTATUCTHAYE-
CKO#l Teopum 0OOOIITEHMSI.
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Crarucruyeckas TeOPUs MAIUHHOTO 00y YeHUs UCIIOJIb3yeT IUIIO0-
T€3y O TOM, YTO Hapbl (X;,y;) TEHEPUPYIOTCS HEKOTOPBIM HEU3EECI-
HblM HAM PACIPeJIeJIEHNEM BEPOATHOCTEN, IIPU TOM, KaK IPABUJIO,
paccMaTpUBAETCs OYEHb IMUPOKMI KJIACC TaKuX pacupenesiennii. VMc-
[IOJIB3YETCsI TOJIBKO MPEJIIOJIOXKEHNE O TOM, UTO JAaHHBIE HE3aBUCHMO
U OJIMHAKOBO PACIIPE]IE/IEHBI.

B craTucTuteckoit Teopun MAITUHHOTO 00y YEHUsT UCXOJSIT U3 00y-
yaroulett 6v100pku, O KOTOPOW ompeiessercsd (MYyHKINA Kiaccudu-
KalliW WA PErpecCUy, HAMIYIITUM 00pa30M OMMCHIBAIOIIAST 9TY BbI-
bopky. Kmacc ¢pynknmit Kiaccudukaiun MOKET ObITh OY€HD ITHPOK
— OT pa3JIeJISIIONIUX TUIIEPIIJIOCKOCTEH B N-MEPHOM IIPOCTPAHCTBE 0
[IPOU3BOJILHBIX MHOT000OpPa3uil, KOTOPbIE OTOOPAXKAIOTCS C HOMOIIHIO
SIIEPHBIX METOJ0B B T'HIIEPILJIOCKOCTU, PACIIOJIOKEHHBIE B IIPOCTPAH-
cTBax 00JIbIell pa3MepHocTH M > n. Hukakme pacupeaeienns: Bepo-
SITHOCTEN He MUCHOJIB3YIOTCS B AJITOPUTMAaX, BRIMUCJIAIONINX 3HAYCHUS
dbyHKIINN KIaccupuKaium.

OyHKIUS KIACCUPUKAIIMYI TPOBEPSIETCS HA Mecmogots eubopke.
Sajiada Teopuu 0OOOINEHNUST COCTOUT B TOM, ITOOBI OIEHUTH BEPOSIT-
HOCTBH OIMMOKHN KJIacCH(UKAIME HA ITPOU3BOJILHON TECTOBOI BHIOOPKE.

Teopust 0606menuns Bamnnka—depBoHeHKNCA TTO3BOJISET BBITUC-
JIUTH BEPOSITHOCTH OMIMOKH KJIACCH(PUKAIINY HJIN perpeccu (OTHOCH-
TeJIbHO PacIpejie/ieHusI BEPOSITHOCTEH, TeHEPUPYIOIIEro TaHHbIe, BO3-
MOXKHO HEM3BECTHOTO HaM) JIJIs COIVIACOBAHHOII MO 00ydJaromeil Bbl-
6opke PYHKINY KIACCU(PUKAITNT UJIN PErPECCUU HA JIFOOBIX OyJIyIIIX
JIAHHBIX.

Takast BepOSTHOCTb 3aBUCHUT OT pa3Mepa 00ydarolieil BBIOOPKU U
Pa3MepPHOCTH WJI EMKOCTH KJjacca (PYHKIHIA, OMUCHIBAIOIINX JTaHHbIE.

EmkocTs kitacca pyHKIHi HE 3aBUCAT OT YHUCJIA TAPAMETPOB STUX
GYHKIMIT 1M OT aHATUTUIECKOTO crocoba nx 3aganns. OHa 3aBUCAT
OT T€OMETPUYIECKUX CBONCTB KJIACCA — MAKCUMAJbHOTO Pa3Mepa Mpo-
eKkIuit PyHKINH 9TOro KJjiacca Ha BBHIOOPKU 33 aHHON ITUHBI.

B srom pazzese OyiyT JlaHbl paBHOMEDHbBIE BEPXHUE OIEHKHU Be-
POSITHOCTH OMIMOKU B 3aBUCUMOCTU OT JIJIMHBI O0ydalolieli BIOOPKHU
7 pa3MepHOCTH KJiacca PYHKIUNH KIaCCUPUKAIIAN.

Kpurepuit Beibopa GyHKIMN KaIacCuUKAIMT OCHOBAH HA MUHU-
MU3AINNA BEPXHEH OIEHKHN BEPOSITHOCTH OIMMMOKM 0OOOITIEHMSI.
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Iycrs S = ((x1,v1), -..,(x1,y1)) — obyvaromas BeIOOPKa. 3/1eCh
x, € Xmy, € {—1,1} npu 1 < i < [. DuemenTsl X' HA3BIBAIOTCS
obsexmamu, a 3JIEMEHThI ) HA3BIBAIOTCH MEMKAMU.

B npusoxkenusix o6prano X C R™, rae R™ — n-MepHOE €BKJIHI0BO
BEKTOPHOE IIPOCTPAHCTBO.

[Ipemmnosaraem, aro Ha MHOXKecTBe X X D 3aj1aHa CTPpyKTypa Be-
POSITHOCTHOTO IIpocTpatcTBa ¢ pacupeertenneM P. ITocpexcrsom P
0b03HaYaeM BEPOSATHOCTHOE paclpesiesieHne Ha BbIOOpKax S JJIHHbI [,
KOTOPOE €CTh Ipou3BeeHue | 9K3eMILIAPOB pacipeiesicuns P.

[Tycrs 3amano npasuio (win dyskmusa) h: X — {—1,1}. Puck-
dbyukumonasn (nmm ommbKa KIacCuMUKAIMN) ONPEIessieTCsT Kak

errp(h) = P{(x,y) : h(z) # y}.

OTa BeJUYNHA PaBHA BEPOATHOCTH HENPABUJIBHON KIacCUpUKAIINT.
[Nunoresza knaccudukanuu b coriacoBaHa ¢ BLIOOPKOI

S = ((z1, 1), -, (@,u),

ecin h(x;) = y; s Beex 1 < i < [. O6o3Hauum vyepes

1
errs(h) = 710 h(zi) # yin1 < <1}

OTHOCHUTEIbHOE YHCJIO OMMOOK Kjaccudukanuu h Ha BBIOOpKe S.
Baech |A| — uncio smementos muokecrBa A. Torma rumoresa Kiac-
cudukanuu h cornacosana ¢ Bbibopkoit S, ecim errg(h) = 0.

st mpou3BoOILHON runoTesbl Kiaaccudukanuu b u € > 0 umeem

PYS : errg(h) = 0&errp(h) > €} =

l
— [1 Pthia) =i} =

l
[T = P{n(e:) # vi}) =
i=1
= (1 —errp(h)) <e7le (1.9)

31ech MBI HCIIOJIB30BAIN HE3ABUCUMOCTH OIMMOOK Ha 9JIEMEHTAaX BbI-
OOopKH.
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IIycte H — HeKOTOpBIN Kjacc rumore3 Kjiaccuduraruu. Ecan
kjacc H koneunsiii, To u3 (1.9) noaydyaem oneHky

PYS: (3h € H)(errg(h) = 0&errp(h) > €)} < |Hle7'.  (1.10)

Uurepnperanust (1.10) 3aKiI09aeTcst B CII€LyIOIIEM.

IIycTh 3amaH KpuTudecKuil ypoBeHb ¢ > 0 OpuHATHS OIIHOO0Y-
HOI rurnoTe3nl Kiaaccudukaimu h € H, corymacoBaHHBIN ¢ oOyvaroreit
BoIbopkoit S. Torma mo (1.10) MBI MOXKEM yTBEPKIATH, YTO C BEPOSAT-
HOCTBIO He MeHbIe 1 — § runoresa Kiaaccudukanuu hg € H, nocrpo-
eHHAs 0 CITyJIaifHO 00y1aroreil BHIOOpKe S U COTIACOBAHHAS C Helf,
6ymer nMerh omubky Kiaccuduramun 2 errp(h) < € = %ln @

Jpyrumu cjoBaMmu, BCsKasg THIOTE3a Kjaaccuukanuu h, mMero-
uag ommbky errp(h) > €, ¢ BeposTHOCTLIO He Menbie 1 — | H|e ™ ne
OyIeT coryiacoBaHa CO CIydaiiHOW BBIOOPKOI JIJIMHEI [.

B ciygae Geckoneunoro cemeiicrBa dyHkiuii H anajgorundnbie
OIIEHKHU Ha OMINOKY KJIaccuUKaAINK JTaeT Teopus 0000menns
Bamnnuka—Yepsonenkuca. Cioxuoctsb Kjaacca H oleHuBaeTcs ¢ 1o-
MOIIBIO (DYHKIIUHA POCTA

By(l)=  max  |[{(h(z1),h(z2), ..., h(zy)) : h € H}|.

(z1,22, ...y 7)

CaoiicTBa 310it DYHKINH OYIyT U3ydaTbCs Jajiee.
Nmeer mecTo Teopema — anasor coorHomtenust (1.10) jyist 6ecko-
HeaHoro H.

Teopema 1.2. IIpul > 2/e umeem mecmo ouenka
PYS: (3 he H)errg(h) = 0&errp(h) > €)} < 2By (20)e~V/4.

Aoxasamenvemeo meopemot. 11ycrb 1p(z)2, ecTb Bem4nHa, pas-
Has 1, eciim h(x) # y u paBuas 0, B nporuBHOM ciydae. Torma

Elh(:c);éy = errp(h),

2 . .
B nambreiimem Inr obo3HavaeT HATYypasbHBIA JOrapudM MMOJOKUTETHHOTO
quciaa 1, a logr Oymer 0603HaYATH JIOTapUdM T IO OCHOBAHUIO 2.
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roe B — maremaTndeckoe oxumanne mo mepe P. ITo ompemenenuto

1
1
errs(h) = 7 D Lna 2y
=1

— gacToTa OmubOK KiraccuduKaIlul Ha BEIOOPKe S.
VTBepxKIeHne TeopeMbl OyleT CJeI0BaTh U3 CJAEIYIONINX JBYX
JIEMM.

Jlemma 1.2. Ilycmo sadan kaace H dpyrnxuut xaaccudpurayuu. Pac-
emampusaromes dee cayyatinoe evbopku S, S’ daunw 1. Tozda drs
06020 € > 0 npu l > 2/e umeem mecmo nepasercmeo

PYS: (3 he H)(errg(h) = 0&errp(h) > €)} <

< 2P?{SS": (3h € H)(errg(h) = 0&errg: (h) > %6)}, (1.11)

2de SS' — deolinasn evibopka, cOCTNABAEHHAA U3 INEMEHNOE GLLOOPKL
S u us caedyrowur 3a numu saemernmos evbopru S’ .

Jlokazamenvcmeso. Jlerko Bujerb, uro unepasencTso (1.11) sxkBu-
BaJICHTHO HEPABEHCTBY

PYS: sup errp(h)>e} <

h:errg(h)=0
1
< 2P?{SS":  sup errg/(h) > e} (1.12)
h:errg(h)=0 2

Hokazkem (1.12). st Kazk10it BBIOOPKH S 113 MHOYKECTBA JIEBOii 4acTh
HepasencTsa (1.12) 0603HaunM nocpeicTBoM hg Kakyo-HUOY1b (DyHK-
o U3 Kiacca H, jijist KOTOPOii BBIMOJIHSIFOTCST paBeHCTBO errg(hg) =
0 u HepaBeHcTBO errp(hg) > €. Dro ciaydaiinasi BeJMdnHa, 3aBUCSIIAST
OT BBIOOPKHU.

NmeeT MecTo clieTytornee HEPABEHCTBO MEXK Y CITYIalHBIME BeJIU-

YNHaMU 3

1errs(h5) = O0&errp(hs) > E161"1“}:(h5) — errgr(hg) < z€ <

<1

1
2

errg(hg) = O&ersl(hs)>%€' (113)

3311ech hs — IPOU3BOJILHASL 1 Lerrg (hg)=0&errp (hg)>e(S) = 0, ectm S He meskuT
B MHOKECTBE M3 JIeBOil YacTy HepaBeHcTBa (1.12).
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BosbMem MaTemaTndeckoe oXKmIanue mo BTopoii BeIbopke S’ oT obenx
vacreil HepasencTsa (1.13). Tlosyunm HepaBeHCTBO JjIst CJIydYalHBIX
BEJIMIIH, 3aBUCAIINX OT [EPBOil BHIOOPKH S :

Leres(hs) = okerrp(hs) > PS8 s errp(hg) — errgr (hs) < 56} <
< PYS' : errg(hs) = 0&errg: (hg) > %6} (1.14)
Ucnonb3yst cBoiicTBa GMHOMUAJILHOTO PACIIPEIETEHUST TIOJTy 9aeM
PYS" :errp(hg) — errgi(hg) < 1e} =
= PY{S" : errgi(hs) > errp(hs) — *6} =
-
upnu [ > 2/e. 3necy p = errp(hg).

HeiicrBuresnbho, npu | > 2/e 6yner p — €/2 < p — 1/I. ITosromy
JIOCTATOYHO JOKA3aTh, UTO

> (é)pk(l -p) = Y (,i)pk(l —p)" > %

{k:k/I>p—1/1} {k:k>lp—1}

(1.15)

N |

{k: k:/l>p ¢/2}

STO HEPaBEHCTBO 3KBHUBAJICHTHO HEPABECHCTBY
l 1
k n—k
1-— < =
> ()ra-wrt<g
{k:k<lp—1}
Jlemaem 3aMeHy ITepEeMEHHBIX B 9TOH CyMMe:

> <f€>pk(1 —p)" =

{k:k<lp—1}

= > (,i)pk(l —p)" =

{k:i—k>1(1—p)+1}

= > (Ii)pk(l—p)n_k. (1.16)

{k:k>Ip+1}
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Cymma mrepBoit u Tperbeit cymm u3 (1.16) menbime 1. [TosTomy Kaxkmast
u3 HUX MeHble 1/2.
[Toncrasasist Hepasencrso (1.15) B (1.14), mosyunm

Lerrg(hg)=0&errp(hs)>e <
< 2P S : errg(hg) = O&errg (hg) > %e} (1.17)
BosbMeM cpejinee 110 S 1 mostyaum
Pl{S cerrg(hg) = 0&errp(hg) > €} <
< 2P%{SS" : errg(hg) = 0&errg (hg) > %6} <

1
<2P%{SS": sup errgi(h) > =€} (1.18)
h:errg(h)=0 2

Orcrona momydaem (1.12). Jlemma nokazana. A

Jlemma 1.3. Bepoammocmsd mozo, 4mo Ha 08YT CAYHAUHHLL 6blO0p-
xkax S u S" daunve | nexomopas dynryua xkaaccudurayuu h € H co-
2A0C080HG C NEPEOT U3 HUL U cosepuaem boaee el owubox na 6mopot
6bIOOPKE 02PAHUYEHE BEAUNUHOTL

PA{S5": (3h € H)(errs(h) = 0&errg (h) > €)} < By (2)e™ /2.

Jloxasamenvcmeo. Oupenenum (DYHKIMIO 7, KOTOpasi 10 MPOU3-
BosbHON BBIGOPKE SS' = ((21,Y1), -+, (T2, Yor)) MymHbL 2] BBIIAET
ee COCTaB, T.e. MHOKECTBO I1ap €€ COCTABJIAIONINX BMECTE ¢ KPATHO-
CTAMMU:

T](SS/) = {((xla yl)? kl)? R ((vayL)a kL)}a

rye k; — auciio BXoxKienuii mapsr (2, ;) B BBIGOpKy SS' i =1, ..., L,
L — wmcno pasmmanbix map (x;,y;) B Beibopke SS’; 110 onpenenennto
Ryt -t ky = 2L

B ornmume or BEIGOPKH €€ cOCTaB — HEyNOPsI09EHHOE MHOYKECTEO.
Mepa P2 na Bbibopkax mmmHbl 2] uHgynupyer mMepy P Ha nx cocra-
Bax:

P(2) = P2{SS" : n(8S') € B},

rjie = — MHOXKECTBO, COCTOSAIIEE U3 COCTABOB.

Jlanee BpeMeHHO:
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e duKcHpyeM HEKOTOPBIit coctaB | jIs BHIOOPOK JIUHDLI 21;

e puUKCHpyeM HEKOTOPYIO (DYHKIHIO KjaacCupuKamuu h; IIyCTh
dbyukius h menaer m ommbOK HA BCeX BBIOOPKAX C COCTABOM

T.
Honst kaxknoii gsoitaoit Boibopku SS" = ((x1,y1), ..., (2, y21)) €
cocrtaBoM Y ompemenuM OUHAPHYIO IIOCIEIOBATEILHOCTD €1, ..., €9

OImmbOK KacCuUKAINN, TIe

o 17 ec/m h(.ZUZ) ?é Yi,
“T\ -1, ecm h(z) = y;,

rmet =1, ..., 2L

[TockosbKy OIMUOKHN KJIACCU(PUKAINKA OMUCHLIBAIOTCS OEPHYJLINEB-
CKHUM pacIpe/ieJieHIeM ¢ BeposiTHOCThIo ommbku p = P{h(z) # y},
moGble iBa HabOpa €1, ..., €y M €], ..., €, ONNCHIBAIOIINX PACIPe-
JIeJIEHe M OMMUOOK Ha JBYX BBIOOPKAX C OJHUM U TEM K€ COCTABOM
T paBHOBEPOSITHLL.

[TosTOMY BEpPOSTHOCTL TOI'O, UTO Ha HEKOTOPOI ABOMHON BLIOOP-
ke SS’, nmeromeii cocta Y, Bce OMUOKH COCPEIOTOUEHBLI Ha BTOPOI
[IOJIOBUHE 3TOM BBIOOPKH, OLIEHUBAETCS CBEPXY:

() i (20 — m)!m!

m

()

T (=m)m! (2
(2-m)...1-m+1) _

- 20...(1+1) =
< (1 - g)l < (1 - %)l < e /2, (1.19)

upu m > el. Moxuo samenuts B (1.10) dyukuun kiaccudukanum
h € H, koTopble aenaoT m > €l omuboK, Ha (GpyHKIUU, KOTOPBIE I10-
JIy4aIOTCsl OrpaHmdYeHueM o0JacTu olpenenenus GyHkiuil u3 H Ha
MHOYKECTBO BCeX O0BEKTOB {1, . .., T} u3 BBIGOPOK SS’ MaHHOTrO CO-
craBa 1(SS") = Y. IIx 4uc/io He NPEBOCXOIUT IHUCIIA FJIEMEHTOB MHO-
JKECTBa

{(h(z1), h(z2),...,h(z9)): h € H},

COCTOAIIIETro 13 6I/IHaprIX HOCJIe,ZLOBaTeJIbHOCTefI JJINHBI 21.
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Orenky 9mnciia TakuxX HADOPOB JAeT PyHKUUA POCMA CEMeHCTBa
WHJIUKATOPHBIX (DyHKIUH H

Br(l)= max |[{(h(z1),h(z2),...,h(x;)): h € H}|.

(CL’l,IQ,...,Il)

deno, uro By (l) < 2. Toumsie omnenkn GyHKIMHI POCTA PA3IIIHBIX
ceMelicTB KJiacCupUKaToOpoB OYIAyT JaHbl B passee 1.2.2.

W3 onpenesiennst pyHKIIMU POCTa CJIEIYET, YTO UNCJIO BCEX OI'Pa-
Hnaenuit pyuknuit Kiaccudukanun n3 H Ha BLIOOpKaX JIUHBI 2] He
upesocxonut B (21).

[TosToMy ycyioBHAsSI BEPOSTHOCTH TOTO, UTO HEKOTOpas (BYHKITUS
Kaaccudukamn u3 kKiacca H penaer 6osee el ommbOK Ha JBOWHOMN
BBIOOPKE C JIAHHBIM COCTaBOM | U BCE OHU COCPEJIOTOYEHBI HA BTOPOU
IIOJIOBUHE 9TON BBIOOPKU, OTPAHUYIEHA CBEPXY

P2{SS": (3 h € H)(errg(h) = 0&errg/(h) > €)|n(SS") = T} <
< By (20)e™ /2,

JleBast 9acTh 3TOTO HEPABEHCTBA TPEJICTABIIAET COOOM CydaiiHyio Be-
mnanny (dyukuuio or cocrasa Y). IIpaBast yacTh HepaBeHCTBA He
3aBUCHUT OT cocraBa 1.

VIHTerpupysi 9T0 HepaBEHCTBO 10 Mepe P Ha cocraBax T, IOy M
6e3yC/IOBHOE HEPABEHCTBO

P?{SS": (3 h e H)(errg(h) = 0&errgi(h) > €}) <
< By (21)e™9/2,

Jlemma, 1.3 nokazana. A

Teopema 1.2 HemocpejicTBeHHO caejyeT u3 jemm 1.2 u 1.3.

N3 Teopembr 1.2 ciemyer, 9TO ¢ BEPOATHOCTHIO HE MeHbIIe 1 —
2By (21 )e_d/ 4 Besikas runoTesa KiaccuUKAI i, IMEIOIas OIIHOKY
errp(h) > €, He GyueT cornacoBaHa co CJydaiiHON BBIOOPKOIl JIJIMHBI
[ > 2/e, 1.e. ByeT OTBEPrHYTA KAaK ONIMOOTHASI.

O6osmaunm § = 2By (20)e~/*. Torma npu 0 < § < 1 Gyaer Bbi-
oJTHEHO le > 2, T.e. ycioBue TeopeMbl 1.2 Boinosiaeno. OTcioga moy-
JaeM CJIeJICTBHE.
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Caencreue 1.1. Jlonycmum, wmo xaacc H dynruyul xaaccudura-
yuu umeem xonewryro VCO-paszmeprocmo * d.

Iycmyv 3adan xpumuyeckuti yposens 0 < 6 < 1 npunamus ouwu-
b60unol eunomesw. kKaaccupurayuu h € H, coenacosannoti ¢ 06yuaro-
weth 6v160pkoti S.

Tozda npul > d ¢ sepoammnocmvio ne nuoice 1 —§ eunomesa xaac-
cupurayuu hg € H, nocmpoertan no cayuatinot obyuarouiet; su60p-
xe S u coeaacosanmnan ¢ wed, bydem umems owudry KiaccuPurayuy

4 2el 2
errp(hg) < = |dln— +1In— |.
l d 4]
Bce a1 pe3ysibrarhl MOXKHO YCUIUTD Ha CIydail 00ydeHust ¢ omnmo-
KaMi. AHAJIOTUYHBIM 00PAa30M JIOKA3BIBAIOTCS CJIEYIONINE JBE JIEM-
MBI 1.4 m 1.5, a TakKe UX cjeacTBUE — TeopeMma 1.3.

Jlemma 1.4. ITycmo s3adan xaace H dynxyutl xaaccupurayuu. Pac-
emampuearomes dee cayvatinoie svbopru S, S’ daunvt |. Tozda das
106020 € > 0 npu | > 2/€% umeem mecmo nepasencmeo

PYS: (3 he H)(errp(h) —errg(h) > €)} <
< 2P%{SS": (3 h € H)(errg:(h) — errg(h) > %6)}

JlokazaTeabCcTBO TOH JIEeMMBbI aHAJIOTUIHO JOKA3ATEIbLCTBY JIEM-
MbI 1.3.

Jlemma 1.5. Bepoammocmsd mozo, 4mo Ha 08YT CAYHATHHLL 6bO0p-
kax S u S' daunv | wacmomuv, owubox nexomopoli Pynruuu KAGC-
cupurayuu h € H pasaunaromesn 6oaee wem wa € > 0, oeparudera
seauuHol

PA{SS . (3h € H)(errg (h) — errg(h) > €)} < 2By (20)e 2.

JloKa3aTeIbCTBO 3TOH JIEMMBbI aHAJIOIMYHO JOKA3aTEJIbCTBY JIEM-
MbI 1.5.

Crenyromast TeopeMa, JaeT OIEHKY BEPOSITHOCTH OTKJIOHEHUSI PUCK-
byHKIIMOHAIA OT CPETHEero YnC/Ia OMUOOK Ha 00ydaronieil BEIOOPKeE.

4Oupenenenne VC-pasmepHocTH jaHo B paszzeie 1.2.2. Tam e 1oy deHa ones-

xa Byr(l) < (2)! npu 1 > d.
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Teopema 1.3. Hmeem mecmo ouenka
PZ{S : (3 h e H)(errp(h) — errs(h) > 6)} < 4BH(2Z)€_52l/2
npu l > 2/€%.

Orcrofia mojtydaeM CJIeICTBHE, CBI3bIBAIONIee BEPOATHOCTD OIINO-
K1 0000IIIeHNsT U CpejiHee IUCI0 OIMHUO0K Ha 00ydaroIeil BHIOOPKE.

Caencteue 1.2. Jlonycmum, wmo kaacc H dynruyui xaaccudura-
yuu umeem xorneunyro VCO-pasmeprocmo d, 0 < d <1 ul > d. Toeda
¢ sepoammnocmovio ne menee 1 —§ daa h € H evnoaneno

2 2 4
errp(h) < errg(h) + \/l (dln;l +1In (5>'

Cremyer oTMeTuThb, 9TO OlleHKU TeopeM 1.2 u 1.3, a TakxKe cjej-
crBuii 1.1 1 1.2 UMeIOT B OCHOBHOM TEOPETUYECKOEe 3HAUEHHE, TaK KaK
Ha npakTuke VC-pasMepHOCTb d MOXKET OBITH CPABHUMOU C JJTUHON
BBIOOPKY [. Bymske K IpakTHUKe HAXOISITCS OIEHKHU, HE 3aBUCAIINE OT
pa3MepHOCTH npocTpaHcTBa (cum. Teopemy 1.9).

1.2.2. VC-pa3zmepHOCTH

B srom pazmene Mbl paccMOTPUM OIIpEJIEJIEHUE U CBOMCTBA pa3Mep-
noct Banuunka—Yepsonenknca — VC-pasMepHOCTH, KOTOpPasl Xapak-
TepusdyeT “CJI0KHOCTL’ OECKOHEYHOTO KJiacca MPYHKINN KIacCupuKa-
AN,

[Iycte X — muOXKecTBO 00beKTOB W H — NMpPOUBBOJIBHBIN KJacc
dyuknuii kiraccudpukanuun Ha X. Paccmorpum dyukmuio h € H un

IPOM3BOJIBHBIN HAOOD — 6bib0pKyYy 71eMenToB (x1, ..., x;) n3 X.

Bunapusiii nabop (h(x1), ..., h(z)), cocrosmuii u3 37eMeHTOB
muoxkecTBa {—1, 1}, onpeesisier pas/iesienne MHOXKeCTBa {21, ..., T}
Ha JiBa mogMHOXKecTBa {x; : h(x;) = 1} — mosokuresbHBIE IPUMEPHI
u {z; : h(xz;) = —1} — orpunaTe/bHbIe IPUMEDHIL.

Beibopka (z1, ..., ;) noanocmvio pasdesena dyuxmmsavu u3 H
(shattered by H), ecin

{(Mz1), ..., h(zy)):he H} = {-1,1}".
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Oyukmsa pocTa cemeiicTBa KJraccudpukaropoB H ompenenserca Kak
MaKCHUMaJIbHOE YHCJIO Pa3/JIMYHbIX pasOueHuil BHIOOPOK JJIMHBI | Ha
JIBa TIOJIMHOYKECTBA, KOTOPhIE MOYKHO OCYIIIECTBUTH C TIOMOIIBIO (DyHK-
muit u3 KJiacca H:

By(l)= max  [{(h(z1),h(x2), ..., h(xy) : h € H}|.

(x17x27 ceey T

deno, uro By (l) < 2%, a ecin cymiecTByer IOJHOCTBIO pas/ienMast
(byrxuusvm us xknacca H) seibopka us | snementos, To By (1) = 2.

[Tpusesem ocHoBHYIO Teopemy Teopuu VC-pasmeproct (1eMmy
Cayapa).’

Teopema 1.4. Jlas mobozo kaacca unduxamopuux gynwkuut H pea-
AUBYEMCA 00HG U3 08YT B03MOHCHOCTNETU:

1) By (1) = 2! dan scex 1, m.e. dns mobozo | cywecmesyem noano-
cmbio pasdesumas 6blOopKa pasmepa l.

2) Cywecmeyem noaHocmvio pazdeaumasn 6ubopKa MAKCUMAAD-
nozo pazmepa d; 6 smom cayuae B () =2 npul < d u

Bu(l) < zd: <i) < (i;)d (1.20)

npu l > d.

Jpyeumu caosamu, dynrkyus Gr(l) = In By (l) — aunetinas uau
HAYUHAA C HEKOMOPO20 3HAYEHUSA 02PAHUYEHA N02APUPMULECKOT HYHK-
wueti O(dInl) ( nanpumep, ona ne mosicem umems 6ud O(V1)).

Yucao d nasvieaemces pasmeprocmvro Banwura—Yepsonerruca uiu
VC-pasmeprocmuio kaacca gyrnxyuts H. Obosnavaem d = VCdim(H).
Ecau peanusyemces nepewiti cayvati, mo VC-paszmeprocms kaacca H
becKkoneuHas.

Hoxazamenavemeo. Homycrum, uro VC-pasMepHOCTb HEKOTOPOTO
KJIACCa WHINKATOPHBIX GyuKImit H pasua d. Torma mo onpeseneHnio
By(l) = 2! nipm Beex [ < d.

510 yTBEpIKIEHIE GBITO TAKYKe HE3ABUCHMO HOTydeHo Bammmxom n Yepso-
HEHKHUCOM |[2].
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Mpr okazkem aHepaBeHcTBO (1.20) MaTeMaTHIECKON HHITYKIIHEH 110
pesmmamae | + d. Huisi | = d = 1 970 HEpaBEHCTBO BEPHO, TaK KakK 0b6e
ero 4acTH PaBHBI 2.

JomycTuM, 9T0O 9TO HEPABEHCTBO BEPHO JIJIsl JIIOOOH CYMMBI, MEHb-
mreit [ + d, B wactHocTH, qyist [ — 1 u d, a Takke gust | — 1w d — 1.

JlokarkeM ero Jjist cjiydasi, KOraa pa3mep Beloopku paseH [, a VC-
pa3MepHOCTh KJjacca pyHKImi paBHa d.

Bsenem obo3nagenne

e
h(l,d) = <>
(1,d) ; .
Torma Ham HaIO TO0Ka3aTh, 4YTO M J0O0ro Kjiaacca dyukmuit H c
VC-pasmeproctsio se Boie d Oymer Bemomnarses By (l) < h(l, d)
ISt BCex [.
W3 cBoiicTBa OuHOMUAIBHBIX KO(DDUIINTEHTOB:

(-7

[IOJIyYaeM COOTBETCTBYIOIIEE CBOMCTBO, CBSA3BIBAIOIIEe 3HAUEHUST (DY HK-
muu h :
h(l,d) =h(l—1,d)+ h(l—1,d - 1).

[Iycrs H — npousBosibHbil Kitace dyukimii, VC-pazMepHOoCTb KOTO-
poro pasta d u nycrb X1 = (21,%2,..., ;) — BbIOOpKa pasmepa [,
Xo = (z2,..., ;) — oHa XKe, HO 63 IIEPBOTO JIECMEHTA.

Pacemorpum orpannvenust Hy = H)x, dynrkuuii n3 kinacca H na
sneMenThl BeiOOpku X1 u Hy = H)|x, — orpanmvenns pyHKnmii n3
kitacca H Ha sjeMeHThl BHIOOPKU Xo. 3aMeTuM, 91O

[Hy| = {(h(z1), h(x2), ..., h(z;)): h € H}|,
By(l)= max  |[{(h(x1),h(x2),..., h(z;)): h € H}|.
(w1,22,..., T1)
[Tycrs Tenepy X1 = (x1,%2,..., x;) — BBIOOPKA, HA KOTOPOH 3TOT
MakcumyM gocruraercs. Torma |Hi| = By (l).
[Tpu orpanuyenun byHKImit u3 Kiaacca Hi Ha BbIGOpKY Xo HEKO-
TOpBIE Hapbl (DYHKIWIA, KOTOPBIE Pa3IMYaJNCh TOJIBKO HA 3JIEMEHTE
T1, CIIMJIACH B OIHY (DYHKIUIO U3 Kaacca Ha.
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IIycrs kmacce dyuknwmit H3 cocromt m3 tex dyuxkmumii f kiracca
Hs, nis Kazk10ii 13 KoTopbix Hafimercs dynkuus f’ € H takas, 4ro

F@1) = —f(e) w f(w) = f(e) mpui =2, ..., L Tosrouy |Hy|
paBHO 4YHUCIy 3TuX byHKnuii f’.
Orcrona caenyer, aro |Hy| = |Ha|+|Hs|, mockonbky kiaacc Ho o1-

JIMIAETCs OT Kjaacca Hi TeM, 94TO ABYM MHIMKATOPHBIM (DYHKIHAM f 1
[’ 3 xnacca Hy, pasmmyaromuMcst Ha obbekTe o1 (ecau takue DyHK-
IIMU CYIIECTBYIOT), COOTBETCTBYET TOJBKO OJHA (DYHKIIUS U3 KJIACCA
H.

Taxoke 3amerum, uro VC-pazmepHocTb Kjacca Hy He TPeBOCXOIUT
d, TIOCKOJIbKY 3TO TIOJIKJIacC Kjacca Hj.

VC-pasmepnoctsb Kiaacca Hs He mpeBocxoanT d — 1, TOCKOJIBKY €C-
JIX 3TOT KJIACC (PYHKIIUN TOJTHOCTBIO PA3/IesisieT HEKOTOPOEe MHOXKECTBO
00bEKTOB MOIITHOCTHU d, TO CYIIECTBYIOT PACIIUPEHUsT dTUX (DyHKITHI
n3 KJacca Hi Ha 3JIeMEHT 1, KOTOPBIE IOJHOCTBIO Pa3IessiT 9TO Ke
MHO>KECTBO C ﬂO6aBJ’IeHHbIM K HEMY 3JIEMEHTOM X' (TaK KaK JJId 1 1
Joboit pyHKInn n3 Kiracca Hs HaiiayTest nBa ux pacimmpenus u3 Hy,
IIPpUHUMAIOIINE ITPOTUBOIIOJIOZKHBIEC 3HAYCHNA Ha 3TOM SJ'[elVIeHTe). B
9TOM cJiydae Kjacc Hi TakrKe MOJIHOCTBIO pa3essieT 9Ty pacIInpeH-
HYIO BBIOOPKY, a ero pa3mMepHOCTL 6oibiine uiu pasua d + 1. [Iporu-
BOpeUne.

ITo mpesrnomoXKeHnI0 HHILYKITUN

|H2| < BHQ(Z - 1) < h(l - ]-7d)7
\Hs| < By (1—1) < h(l—1,d — 1).

[TosTomy
|Hy| = |Ha| + |Hs| < h(l—1,d)+ h(l—1,d— 1) = h(l,d).
Orcrona B cuity Boibopa X mojrydaem
e
By(l) = |Hy| < h(l,d) = ; (Z>

Hepagencrso (1.20) mokaszano. Ouenka



npu | > d ciieyer u3 caeayIoneit MernoIKn HePaBEeHCTB:

S (<)) (i)
SOMBIOE
() () < () =) e

Teopema mokazana. /A

Mper npusenieMm orenky VC-pazmepHOCTH Jijist Kjaacca L BCeX Jin-
HEWHBIX KJaccupukaTopoB Ha R", T.e. BCeX WHAMKATOPHLIX (DyHK-
muit Buga h(z) = sign(L(z)), tne L(Z) — nuneiinas QyHKIms. 31ech
sign(r) = 1, ecim r > 0, sign(r) = —1 B nporusHOM ciyvae. no-
raa KjaaccuuKaTopoM OyjieM Ha3bIBATh COOTBETCTBYIONIYIO (DYHK-
o L(Z).

IIycte Temepnr X = R"™ — n-MepHOe €BKJIHJOBO IPOCTPAHCTBO.
Jluneiinas dynxius — sro dyuknus suga L(Z) = (a - &) + b, e
T € R™ — nepemennasi, a € R™ — BeKTOp BecoB, b — KOHCTaHTA.

Eciu b = 0, To simneiinbiit kinaccudukarop sign(L(z)) = sign(a-x)
Ha3bIBAETCS OJHOPOIHBIM.

BamMeTuM, 9TO B CIydae JIUHEHHBIX (1 OJIHOPOJHBIX) KJIAacCupuKa-
TOPOB BBIOOPKA Pa3/e/IMMa TOrjia U TOJBKO TOrJa, KOrJla OHA CTPOro
pasjiesnma.

N

Teopema 1.5. 1) VC-pasmeprocmo kaacca scex aunelinunr Gynryud
xaaccupurayuu nad R™ pasna n + 1.

2) VC-pasmeprocmo kaacca 6cex AuHeiHbET 00HOPOOHBIT KAACCU-
Ppuramopos nad R™ pasra n.

3) Jas waacca ecex aunelinvir 00nopoonux Gynkyul Kiaccudu-
rxayuu Had R™ evinoaneno

n—1
Gr(l) =InHg(l) =1n (22 (l _Z 1>> <

=1
<(n—-1)(n(l—-1)—In(n—1)+1)+1n2 (1.22)

npu l > n.
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Zoxasamesvcmeo. CHadasra 10KazkeM BTOpoe yTBepxKiaeHne. Ha-
6op n Bekropos €1 = (1,0, ..., 0), ..., T e, = (0,0, ..., 1) saBsiercs
IIOJIHOCTBIO CTPOrO Pa3Ae/IMMBIM, TaK KAK JIJIs JIOO0r0 MOAMHOMKECTBA,
€iys ., €, ITOrO HAOOPA CYIIECTBYET JIMHEHHBII OJHOPOAHBII KIac-
cucukarop h(z) = sign(L(z)), tae L(Z) = a121+- - -+ apn Ty, KOTOPBIi
OTEJIAET BEKTOPBI 3TOrO IIOAMHOXKECTBA OT OCTAIbHBIX BEKTOPOB Ha-
6opa. Onpenesnum kodddurmenTsl runepiiockoctu L(T), npoxoss-

meil uepes HaYaJd0 KOODJMHAT, CJIEJYIOMUM 0OpasoM: a;; = 1 npm
1 <j<kwua; = —1 nra seex ocrampubix 4. Torma L(€;;) = 1 npn
1<j<kuL(é;)=—1 s Bex OCTATLHBIX j.

JomycTuM, ITO HEKOTOPBIE N+ 1 BEKTOPOB U1, . .., Uy, Upt]1 MOTYT
OBITH MOJIHOCTHIO CTPOTO PA3/IETUMbBIMU.

Torna cymecryior 2" BeCOBBIX BEKTOPOB @1, ..., Ggn+1 Ta-
KHX, 9TO B Marpuie Z, oOpa3oBaHHOW uuciamMu 2;; = (Gj - U;),
i=1,...,n+1,j=1, ..., 2ntL

21’1, ceey Z]_J, ceey Z1727L+1
Z = Rids +vey Dijy -e-5 Zjontl
Zn+1,15 -++s Zn+ljs -5 Rp41,2n+l

3HAKHU 9JIEMEHTOB j-TO CTOJIONA (BBIAEIEHHBIX YE€PHBIM IIBETOM) COOT-
BETCTBYIOT j-MYy KJIACCH(DUKAIMOHHOMY KJIACCY, ITO3TOMY 3HAKH 3JIe-
MEHTOB CTOJIONOB 00pa3yiorT Bce 27! GuHAPHBIX HOC/IEIOBATEIHHO-
creil AjHbL 1+ 1.

BekTopsnt U1, ..., Up,Up4+1 PACIOJIOXKEHDBI B 1I-MEPHOM IIPOCTPAH-
CTBE U IO3TOMY JIMHEHO 3aBUCUMBI, T.€. JJIsi HEKOTOPO#l X HETPUBU-
asbHOM (A; # 0 XOTsI JJIs1 OJTHOTO ) JIMHEeHHONH KOMOUHAIINY

)\1/17/1 +---+ Anﬂn + An—l—lﬂn—i-l =0.

JlomMHOXKaeM 9TO paBeHCTBO Ha aj, J = 1, ..., 2"ty mosyuaem
PaBEHCTBO HYJIIO JIMHEIHOW KOMOMHAIINY C BENIECTBEHHBIMU KO3 du-
[UEHTAMHA A{, ..., Ap4] JIEMEHTOB IIPOU3BOJILHOIO j-T'O CTOJIOINA,

M (@j - 1) + -+ A1 (@ - tngr) = 0.
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BamMeTrM, 9T0 pa3/IesIIoNyIo THIePIIOCKOCTh L(Z) Beerma MoxK-
HO BBIOpaTh Tak 4ro L(w;) # 0 mist Beex .

Cpeau cToJIOIOB UMeeTCsd XOTd Obl OJMH, 3HAKU 3JIEMEHTOB KOTO-
pPOro COBIAJIAIOT CO 3HAKaAMU HAboOpa Ar, ..., Apy1. OJHO U3 uncen
A; He papHO Hysr0. [losToMy cyMMa IMONApPHBIX NTPOU3BEIEHUI JIJIst
OJIHOI'O U3 CTOJIOIOB IIOJIOXKUTENbHA. [lomydyernHoe nporusopedne I0-
Ka3bIBaeT BTOPOE YTBEPKIECHUE TEOPEMBI.

JlokazkeM IepBoe yTBEPKIEHIEe TEOPEMbL. 3aMeTHM, YTO HabOP U3
n + 1 BekKTOpOB

eo = (0,0, ..., 0),e; = (1,0, ..., 0), ..., & = (0,0, ..., 1)

SIBJIIETCS TIOJTHOCTBIO CTPOTO PA3JIEUMBIM € TOMOIIBIO JIMHEHHBIX
ksaccuduraTopoB. st OKA3aTeNbCTBA STOTO YTBEPXKICHUS, JIJIst
moboro mogMuoXKecTBa {€;,, ..., €, } JAHHOIO HaOOpa PaCCMOTPUM
nuHenHblil Kiaccudukarop h(z) = sign(L(x)), rae

L(z) = a1x1 + -+ an®n + b, = (21, ..., Tp).

Kosddurments! runepruiockocTu, OTAEISIONEH 9TO TOAMHOXKECTBO
OT BCEX OCTAJIbHBIX BEKTOPOB HAOOPa OLPEIEISIOTCS CIIEILYIONUM 00-
pasoMm: a;; = 1 mpu 1 < j < k u a; = —1 jjist BceX OCTAJbHBIX i,
b= %, €CJIM BEKTOP €) BXOJUT B IIOJIMHOXKECTBO, U b = —% B IIPOTHUB-
noMm ciydae. Torya somomaeno L(e;;) > 0mpu 1 < j < kwu L(e;) <0
JIJIs1 BCEX OCTAJIBHBIX j.

JorycTuM, 9TO CyIIeCTByeT BHIOOPKA U3 142 BEKTOPOB N-MEPHOTO
IIPOCTPAHCTBA, IIOJIHOCTHIO CTPOTO pazfiesinMasl JUHEHHBIMHI KJIACCHU-

duraropamu. IlycTs 910 BEKTOPDI

T = (v11, .-, $1,n)/, cooy Tpyo = (Tp421, --os Tngon) -

[Tokazkem, 9TO COOTBETCTBYIOIIAs BHIOOPKA, COCTOSIIA U3 N + 2 BeK-
TOpPOB

—/ / —/ /
Ty = (‘/171717 cevy Tln, 1) y ey Lo = (xn+2,17 <oy Tn42n, 1) )

aexkamux B (n 4 1)-MepHOM NIPOCTPAHCTBE, MOTHOCTHIO PA3JIe/IMa
OIHOPOIHBIMHU KJIacCupHUKaTOpaMi. PaccMoTpuM Ipon3BOILHOE IO/
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=/ =/
MHOZKECTBO BBIOODKH T; , ..., T; , & TaKzKe COOTBETCTBYIOIIEE MO

MHOXKECTBO Tjy, ..., Tj, HCXOIHOM BeIOOpKU. IlycTh HekoTOpas ru-
IIEPIIJIOCKOCTDH
L(z) =a1z1+ -+ apzy +b

OTAEJIAET IOAMHOXKECTBO Xj, ..., Ij OT OCTaJbHBIX BEKTOPOB MC-
xoznoro Habopa, T.e. L(Z;;) > 0mpu j =1, ..., ku L(Z;) <0 aa
OCTaJIBHBIX 1.

PaccMoTpuM cOOTBETCTBYIONMIMI JTUHEHHBIN OJTHOPOJIHBIN KJIACCH-
dukaTop B n + 1-MepHOM IIPOCTPAHCTBE

L'(z) = a1m1 + -+ + apxp + by

Torma L'(z}) = L(Z;) upn @ = 1, ..., n+ 2. Iosromy smneiinbrit
onuopoaublii Knaccudukarop L' (Z') ormessier coorBeTcTByolIee o1
MHOKECTBO Ty, ..., j;;k OT BCEX OCTAJIbHBIX 3JIEMEHTOB BBIOODKH

_r ’ _/ /

T = (1‘171, sy T, 1) y vy Tpyo = ($n+2,1, <oy Tn42m, 1) .

Takum obpasoM, HEKOTOpasi BBIOOPKa N + 1-MEepHOr0o MPOCTPAHCTBA,
coCTosIIIAst U3 N+ 2 BEKTOPOB, OKA3aJIACh TIOJIHOCTHIO PA3IeJIMMOi 0JI-
HOPOJIHBIMU KJIacCuPUKATOPAMU. DTO IPOTUBOPEIUT BTOPOMY yTBEP-
JKJICHUIO TeopeMbl. [[aHHOe MPOTUBOpEYHe JIOKA3BIBAET IEPBOE yTBEP-
JKJIEHUE TEOPEMBDI.

JokazkeM TpeTbe yTBepzK/ieHne TeopeMbl. [1ycThb nanbl | BEKTOPOB
1, ..., T;. MBI paccMaTpuBaeM Bce BO3MOXKHBIE pa30MEHNST 3TUX BeK-
TOPOB Ha JiBa ojIKJIacca. Takue pasbueHus MPOU3BOIATCS € TIOMOIIBIO
runepiiockocreit L(w) = (@ - ), rje 4 — BeCOBOH BEKTOP, 3aIat0IIuii
IUIEPILUIOCKOCTD, & T — [IePEeMEeHHbBII BEKTOP.

I[To onpegenennto R™(u) = R™(x) = R™. st ynobcTBa Mbl BbI-
JleJIsIeM TIEPEMEHHY 0, ITPOOETaloOILyIO TI0 3TOMY MHOXKECTBY.

Kaxmomy Bektopy @ € R™(u) COOTBETCTBYET T'MIIEPILIOCKOCTD
L(z) = (u-z) B R"(x).

Bamerum, 94TO MOKHO PACCMOTDETH JIBOHCTBEHHBIN BapuanT. Bek-
Topy T € R™(x) coorBercrByer ruinepiiockoctb L(u) = (Z - 4) B
R™(u), a | BekTOpaM Ty, ..., T u3 R"(z) coorBercrByIoT | rumep-
wiockocreit X1, ..., X; B nupocrpancree R™(u), IPOXOASIIMX UYepe3
HAYAJIO KOODJUHAT.
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[Tycts @ € R™(u) — BEKTOp, COOTBETCTBYIOIIHI HEKOTOPOI TUep-
wiockoctu L(u) = (u - ) B R™(x), pasnenstomeit Ty, ..., Tj.

Eciin HenpepbIBHO IBUTATH 9Ty MHIEPIIOCKOCTH B R™ (), Tak 410
paszJiesieHne BEKTOPOB I1, ..., &) He HAPYIIAeTCsl, COOTBETCTBY IO
BEKTOD U 3aMeTaeT KOMIOHeHTY B rpocrpancTee R"™(u). Kommonenra
— 9TO MHOXKECTBO BEKTOPOB (TO4eK) mpocrpancTBa R"™(u), orpanntde-
HO€ TUIEPIIOCKOCTAME X1, ..., X;, ob6pasoBanHbiME B R"™ (1) BeKTO-
pamu Ty, ..., Z;, KOTOPbIE B JAHHOM CJIy4Yae PacCMaTPUBAIOTCS Kak
BECOBBIC. 3aMETHUM, YTO TaKUM 00pa30oM KasKJas Takas KOMIOHEHTa
COOTBETCTBYET OJIHOMY BApUAHTy pa30MeHUs BEKTOPOB T1, ..., Z; HA
JIBa KJIacca.

Tora MakcUMaIbLHOE YUC/IO BADUAHTOB pa30MeHnsT BEKTOPOB
Z1, ..., T HA JBa KJACCa TUIEPIIOCKOCTSIMHU, MPOXOJAANIMMU Yepes3
HAJYaI0 KoopAuHaT B R™(x), pABHO MAKCUMAJILHOMY YHCJIy KOMIIO-
HEeHT, Ha KoTopble | runepiuiockocreit Xi, ..., X; Jeadr n-mepHoe
npocrpancTBo R™(u).

[Iycrs ®(n,l) — MakcUMaJbHOE YHCJIO KOMIOHEHT, Ha KOTODBIE
| runepruiockocteit X1, ..., X; pa3mensior n-MepHOE IIPOCTPAHCTBO

Nmeem ®(1,1) = 2, tak kak dynkuus L(x) = uxr Moxer pasje-
JIUTH | TOYeK Ha MpsiMOif TOJIbKO Ha jiBa Kiacca. Takxke $(n, 1) = 2,
Tak KaK OJ[Ha TMIEPIJIOCKOCTb MOYKET pas3ieuTb To9ku R™(u) ToJib-
KO H& JIBeé KOMIIOHEHTBI.

ITycTs Tenepnb 3ajanbl [ — 1 BEKTOPOB T1, ..., £;_1 B IPOCTPaH-
crBe R"(x). VIm coorBercrBytor [ — 1 rumepriiockocreit X, ..., X;_1
B npocrpancTBe R™(u), KOTOPbIE PA3EIsSIOT 9TO HPOCTPAHCTBO KaK
maxkcuMyM Ha @ (n, ! — 1) KOMIIOHEHT.

JlobaBuM HOBBIl BEKTOp I; K paHee PacCMOTPEHHBIM BEKTOPaM
Z1, ..., T1—1 B upocrpancree R"(z). EMy coorBercTByer HOBas ru-
epIuIocKoCTh X; B poctpancTee R™(u).

Ecau sta runepiuiockocTh X epecekaeT ofHy u3 KOMIIOHEHT, OHa,
JIEJTAT ee Ha, JiBe JacTu. [1osBisieTcst HoBasi KOMIIOHEHTA.

B 10 2Ke BpeMmsi 9Ta HOBasi KOMIIOHEHTa JJOOABJISIET HOBOE pPasJiesie-
HUe THIEPILIOCKOCTH X; — HOBYIO KOMIIOHEHTY BHYTPH THUIIEPILIOCKO-
ctu Xj.

Takum 06pa3oM, IMCJIO0 HOBBIX KOMIIOHEHT, KOTOPbIE 00pa3yeT I'u-
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MEPILJIOCKOCTD X;, PABHO YHUCJy HOBBIX YacTeil, Ha KOTOpbIE T'UIep-
miaockocTu X, ..., Xj_1 JeJIAT TUIEPIIOCKOCTb X].

Tak Kak pasmepHocTb X; paBHaA 1. — 1, UNCJIO 9TUX IeTEHUI He
npesocxoaut ®(n — 1,1 —1).

Orcrosa mojty9aeM peKyppeHTHOe COOTHOIIIEHNE Ha, MAKCHMYM UHC-
JIa, KOMIIOHEHT

®(n,l) =®(n,l-1)+(n—-1,1-1) (1.23)

¢ HadanbaeiMu yeaoBusamu ®(1,1) =2, &(n, 1) = 2.
Hokazarb B Bujie 3a/1a41, YTO PeKyppeHTHOe cooTHoleHue (1.23)
UMEeET pelneHue:

2l ecrmn 1 < n,

®(n,l) = 1o
(n.0) 23 (lil) ecam | > n.
1=1
st mosmyuenns: nociegaero Hepasencrsa u3 (1.22) (a Takke u3

n
Hepasercrsa (1.20)) MBI HCIIO/IB3YEM OIEHKY » (i) < (%l)n, KOTODasi

uMeeT MecTo npu Jiobom n < [. DTa oueHéa CJeyeT M3 IENOYKU
nepaseHcTB (1.21). JTokazaTesbCTBO TEOPEMbl 3aKOHYEHO. A

[Honyuum BepxHiOO O1eHKY VC-pa3MepHOCTH KJIACCA BCEX MHOTO-
CJIOMHBIX HEHPOHHBIX ceTell 3aJaHHOT0 pasMepa il Caydas (PyHKIIUNI
akTuBanuu o(t) = sign(t).

[Iycts F — HEKOTOPBIN KJIaCcC WHIUKATOPHBIX (DYHKIU, Ompee-
JIEHHBIX Ha R™. DT QyHKIUNT MOTYT OBITH BEKTOPHOZHATHBIM.

OyHKIUIO POCTa KJaacca F MOXKHO 3alMCATHb B BUIE

Br(m)= _ max |Fx|,
XCR™,|X|=m

rjie J|x — MHOXKECTBO BeeX (yHKIMii, KOTOPBIE TI0JIy4aioTCst OrpaHi-
qeHneM (QYHKIUH n3 Kjacca F Ha KOHEYHOe MHOYXKeCTBO X .

Heobxomumasi onenka OymeT caegoBaTbh U3 CJIEIYIONIETO YTBEp-
JKJIEHUS.

Ipennoxenne 1.1. Tycmo F' u F? — dsa waacca dyrruyui u
F = F' x F?2 — ux dexapmoso npouseedenue, a G = F' o F?
KAGCC PYHKUUT, KOMOPBIE ABAAOMCA KOMNOSUUUAMY GYHKUUT U3
omuz kaaccos. Toeda das npoudsosvrozo m
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1. Br(m) < Br,(m) - Br,(m);
2. Bg(m) < Br,(m) - Br,(m)

Jlokasamenvemeo. s nokasaresnbersa dactu (1) 3amernm, 9To
nst mo6oro X rakoro, uro | X | = m BbIIOJHEHO

|Fix| < “7:|1X| : ’fﬁx\ < Bri - By,

HokazaresberBa yacTu (2) mpegocTaBisieTcst YuTareso. /A
Kak 6110 3aMedeno B pazaese 1.1.3, neiipoHnast ceTb MOXKeT ObITh
npejicTaBIeHa B BHjie Habopa BEKTOPHOZHAUHBIX (DYHKITHH

fi: RM1 5 R,

rae n; — Harypasbible ncua, ¢ =1, ..., I, fi= (fi1, - -y finiy) —
HaboOp OIHOMEPHBIX QyHKIHI Tuia R™-1 — R.

Boixon HeifpoHHOI ceTn 3a/1aeTCsl OJHOMEPHON (PYHKIINEH — KOM-
TO3UIen

f=/fioficio---0fao f1.

[Iycts F ectb KTacc Beex Takux MyHKIUH f, KOTOPbIE BLITUCISIOTCS
€ TIOMOIIILIO HEHPOHHOI ceTn, J* — KJ1acC BEKTOPHO3HAYHBIX (DYHKITUI
fi : R¥-1 — R™ u F" — kjacc GpyHKINHA, KOTOpble 00pa3yooT j-t0
KOMIIOHEHTY 3TUX KOMIIO3UIINN.

3amMeTnM Takke, 9TO (PYHKIUN, ACCOIUMUPOBAHHBIE C BEPIINHAMEI
1-T'0 CJIOST, ABJISIOTCS JIMHEHHBIMY TOPOroBbIMU dyuKnusaMu. [losromy
VC-pazmepHocts Kiaacca F*J paBHa ni_1 + 1 JJIs KaxK 1010 j.

ITo mpemoxkeruto 1.1, a Takxke mo jgemme Cayspa BBIIOJHEHBI
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CJIeTyTOIe HEPABEHCTBA!

rae

— oDI1ee 9KC/I0 TTapaMeTpPoOB HEHPOHHOM ceTn.

Onennm Tenepsr VC-pazmepnocts Kitacca F. Ilycrs m — pazmep
MaKCUMAJIBLHOTO M0 YHUCJIYy 3JIEMEHTOB MHOYKECTBA, KOTOPOE IIOJTHO-
cThIo pasjesnmo dbyHKmsaMu u3 Kiacca F. Torma 2™ < (me)N. Dro
HepaseHcTBO BbiNosHEHO 11pu M = O(N log N). Takum o6paszom, VC-
pa3mepHocTh Kitacca F onenusaercs kak O(N log N).

1.3. Teopus ob6001IeHNs A 3aaa4 KJaccudu-
KAl C IIOMOMIBIO IIOPOTrOBBIX PENIAIOIINX
MIPaBUJI

B mpenprayimem pasgese nokasano, 9o VC-pa3zMepHOCTD KIacca BCEX
JIMHEHAHBIX PYHKIMI KiaccudUKAIUT 3aBUCAT OT PA3MEPHOCTHU IIPO-
cTpaHcTBa 00beKTOB. Ha mpakTnke imHa BBIOOPKU MOXKET OBITH
MEHBIIE, YeM Pa3MEPHOCTb IIPOCTPAHCTBA, IIO3TOMY OIEHKH Teope-
Mbl 1.2 u cnencrsus 1.1, 3aBucsiue or VC-pa3sMepHOCTH, UMEIOT B
OCHOBHOM TEOPETHYECKOE 3HAYECHUE.

[Tonobuble Hemocrarku VC-pasMepHOCTH IPOUCTEKAIOT U3 TOIO,
9TO MPHU Pa3/IeJIEHIH BBIOOPKHU C IOMOIIBIO BEIECTBEHHBIX (DYHKIIMIA
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00BEKTHI, IPUHAJJIEKAIINE PA3INIHBIM KJIacCaM, MOI'YT ObITH pa3je-
JIEHBI ¢ KAK YIOJIHO MaJIbIM 11oporom. Kpome 5Toro, Mbl He OrpaHUYIH-
BaeM paclipejieieHe TaKIX BEKTOPOB B IIPOCTPAHCTBE.

B stom paszene 6yiaem TpeboBaTh, YTOOBI OOBEKTHI U3 PA3JIUIHBIX
KJIACCOB Pa3/Ie/IslINCh (DYHKIMSIMU C 3apaHee 33 aHHBIM TI0JIOXKUTE b
HBIM TIOPOTOM. MBI TaK»Ke OrPaHUYIUM 00JIACTD OIPEJIE/IEHUs KJIaCCh-
dukannonubix GpyHKIuil. Byaer paccMOTpeHO MOHSITHE Pa3MEPHOCTH
kJacca (DyHKIMIA, HE 3aBUCSINEE OT PA3MEPHOCTU IPOCTpaHCcTBa. Bee
3TO MPHUBEJET K OIeHKAM BEPOSTHOCTHU OIMUOKHU 0OOOIEHMSI, KOTOPHIE
yKe MOI'yT UMeTb [PAKTUIECKOe IIPUMEHEHNE.

1.3.1. IloporoBasi pa3MepHOCTb U €€ MPUJIO>KEHUS

IIycTs F — Kjacc BelecTBeHHBIX (DYHKIUN ¢ 00JIaCTBIO OIpeIeIeHns
X. Kaxnoit dyuknun f € F conocraBuM HHIMKATOPHYIO (DYHKITUIO
KJIaCCU(PUKAITUN

1, ecu f(x) >0,
hf(m) - { —1Bm )
POTHBHOM CJIy4ae.
[Iycrs S = ((z1,91), .., (x1,y;)) — BeIOOpKA fynHbL [, T1e x; € X,

Yi € {_17 1}

['panuneii onmbku npu Kiaaccuukanuu npuMepa (Z;, ;) ¢ moMo-
b0 BelecTBeHHoN dyHkiyu f HasbiBaeTcst Beauanna v; = y; f ().
Samerum, uro y; > 0 03HaUYAET, UTO KJIaCCHMDUKAINS C TOMOIIBIO f
sIBJIAeTCs IpaBHIbHOIM: hf(x;) = y;. Kpome sToro, Oysem paccmarpu-
BaThb BeJII/IqI/IHy

ms(f) = i:qliﬂ l%’

— TpaHUILy OIMUOKN KJIACCU(UKAIUU ¢ TOMOIIBI0 DYHKIMKA f Ha BbI-
6opke S. Ilo onpeznenenuio mg(f) > 0 Torga u TOJBKO TOrIA, KOTIA
dyuknus f knaccudurupyer S 63 omubOK U C MOJOKUTETBHBIM 10~
poroM.

IIycrs € > 0. HasoBeM e-nokxpoimuem MHOXKeCTBa PYHKIUI JF OT-
HOCHUTEIbHO MHOXKecTBa X = {x1, ..., o7} 11060€ KOHEUHOE MHOYKe-
ctBo dbyHKIMi B Takoe, 9To jyis jg0boit pyukiuu f € F cyliecTByeT
dbyuxius g € B rakast, uro |f(x;) — g(z;)| <eupni=1, ..., [
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[Tycte N (e, F, X) — pasmep HAMMEHBIIETO 110 MONIHOCTH MOKPbI-
Tust F OTHOCUTEJIbHO MHOXKeCTBa X (MUHUMAJIBHOE MOKPBITHE).
CynpeMyM 5THX BEJIUYIUH 10 BCEM MHOKeCTBaM X MOIIHOCTH [

N(e, F,l) = sup N(e, F, X)
X |=1

Ha3bIBAETCS YUCAOM NOKPLIMUL KIacca F.
ITo omnpenenenuto

errg(f) = %|{(mi,yi) (i) # uil]

— J10JIsT OIMUOOK KJIacCH(PUKAIIIT € ITOMOIIBI0 (GYHKINN f Ha BEIOOpPKE

S = ((1’1»?/1), DRI (:Cla yl))
[Tycrs P — pacupenenenne BepositHocreii Ha X' x {—1, 1}, renepu-

pytoiriee 3jieMeHThl BeIOOpKHU S. PaccMoTpuM BeposiTHOCTH OIMIHOO01-
HOIl KytaccuUKAIUU ¢ TOMOIIbI0 PyHKImH f :

errp(f) = P{hg(z) # y}.
Nmeer mecTo Teopema — aHaIOT TEOPEMBI 1.2.

Teopema 1.6. /[aa npoussosvhvir € >0 vy >0

PYS : (3 f e F)lerrs(f) = 0&ms(f) = v&errp(f) > €)} <
< 2N (v/2, F, 20)e~/4
npu l > 2/e.

JlokazaTeabcTBO TeopeMbl 1.6 aHAJIOrUYHO JOKA3aTeJIbCTBY TEO-
pembl 1.2. Hago tosnbko Kk pasencrBy errg(f) = 0 mobasurhb Gosee
cusbHOe yeaoue mg(f) = v (B upasoit wactu yeaosust (1.11) srem-
Mbl 1.4). AnasormdaHast JeMMa, yTBEPXK/IAET, ITO

Jlemma 1.6. IIpul > 2/€

PYS: (3 f e F)(errs(f) = 0&ms(f) = v&errp(f) > €)
< 2PH{SS : (3 f € F)lerrs(f) = 0&ms(f) > y&errg(f) >
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JlokazaTeabCTBO 9TOMH JIeMMbI TIOUTH MTOJTHOCTLIO MIOBTOPSET JTOKA-
3aTeJIbCTBO JIEMMBI 1.2.
Bropast memma amaisornama gemme 1.3:

JIlemma 1.7. ITpul > 2/e
PSS : (3 f € F)(errs(f) = 0&ms(f) > v&errg(f) > 2)} <
<N (v/2, F,20)e 4,

st jiokazaresibCTBa JIEMMbl PACCMOTPUM 7Y/ 2-TIOKpbITHE /3 MHO-
JKecTBa, F OTHOCUTEJILHO JIBOWHON BBIOOPKH SS. lycrs g € B npn-
6mkaer dyukiuo f € F ¢ rounocTwio j10 v/2. Ecim mg(f) = v,
To mg(g) > v/2. Kpome sroro, ecin errg(f) = 0 u mg(f) = v, 10
errg(g) = 0.

Ecmn dynkmua f ommbouno kKiaaccudunupyer oObLEKT I;, T.€.
yif(xi) < 0, To yig(w;) < v/2. lycrsb errg(y/2,g) obosnagaer jo-
JIO TeX 4, Uit KOTOPBIX Y;g(x;) < /2, rue x; HAXOmUTCS BO BTOPOIi
qacru S aBoitHoi# BeIOOpKU. OTCIO/Na ClledyeT HepaBeHCTBO

€

PSS : (3 f € F)(errs(f) = 0&ms(f) > v&errg(f) > 3} <
< P2{SS: (3 g € B)(errs(g) = 0&ms(g) > %&errg(’y/Q,g) > %)}'

Jlasee paccy»KJIeHUs aHAJOTHIHBI KOMOMHATOPHON 9aCTH JOKA3ATE b-
cTBa JieMMbI 1.5. 31ech MbI OLIEHHBAEM J0JII0 BAPUAHTOB, IIPU KOTOPBIX
HEKoTOpast (byHKIUs g € B pasjessier MEPBYO 9acTh BBIOOpKH S 6e3
ommbok: errg(g) = 0, u Gosiee Toro, ¢ moporom mgs(g) = v/2, a na
BTOPOI IOJIOBUHE BBIOOPKHU JINOO Je/IaeT OMHUOKH, OO0 UMEET IOpPOr
pasfiesienus He Bbime /2 B gone errg(y/2, g) > § mpumepos. Onenka
Takas ke, Kak 1 B jiemme 1.3.
B pesynbrare mojydaeM OLEHKY

PSS : (3 g € B)(errs(g) = 0&ms(g) > J&errg(7/2.9) > 5)} <
< |Ble™ V4 < N(v/2, F, 20)e /4,

U3 onenok jiemm 1.6 u 1.7 nosiyuaem oreHKy Teopembr 1.6. A
O6o3maunm § = 2N (v/2, F, 21)2-/4. 13 reopemsr 1.6 1 Hepapen-
crBa e~ < 27€/4 nonygaem
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Craencrsue 1.3. 3adanvs xaacc F sewecmeennvis GyHKUUL U YUCAO
v > 0. Toeda das a0b020 pacnpedesenus seposmuocmets P rua X X
{=1,1}, mobux | ©0 < § <1 c seposmuocmoio 1 — & npoussosvras
pynxyua f € F, xomopaa xaaccudpuyupyem S ¢ epanuyeds owubru
ms(f) > 7, umeem owubky Kaaccupurayuu

4

erep(f) < ;

<log/\/(’y/2, F,2l) + log ?) .

IloporoBasi pazmepHocTb. Kaxipiii kjiacc pyHKINA F OPOAK-
JIAET TaK HAa3bIBAEMYIO IIOPOTOBYIO PA3MEPHOCT, WiIH fat-pasMepHOCTh
(fat-shattered dimension). ITycts v > 0. Muoxkecrso X = {z1, ..., x;}
Ha3bIBAETCS Y-PA30eAUMDBIM, €CJIH CYIIECTBYIOT BelleCTBeHHbIE JUC-
aa ry, ..., 7 (cBHOeTenum) Takme, 4TO JUIs JIIOOOTO MOJMHOMKECTBA
E C X cymecrsyer dyukius fp € F rakas, aro fg(x;) = r; + 7,
ecim x; € E,n fg(x;) <rj—, ecm T; € E.

MuozkecTBo X HA3BIBAETCS 7Y-Pa3deAuMbiMm HA 00HOM YPOSHE, €CTIN
r; = r JUIsI BCEX 1.

ITo onpenenennto nopozosas pasmeprocms fat (F) kimacca F pas-
Ha pasMepy caMoro H60JIBIIONO M0 KOJUIECTBY 3JIEMEHTOB “Y-Pa31eJIMMOTO
MHOXKecTBa X . Ilo ompenesenuio moporoBasi pa3MepHOCTh KJacca J
— 970 HeBo3pacTalias dyuknua or v > 0. Kiacc F umeer Gec-
KOHEYHYIO [TOPOrOBYIO Pa3MEPHOCTH, €CJU CYNIECTBYIOT KAaK yIOJHO
OoJIbITINE Y-Pa3/IeTUMble BHIOOPKHU.

Cremyrormast TeopeMa SIBJISTETCS MPSIMBIM CIeIcTBrEeM TeopeMbr 1.10,
KOTOpast OyJeT noka3ana B pazjese 1.3.2.

Teopema 1.7. IIyemv F — kaacc gynrkyutd muna R™ — [a,b], 2de
a <b. Bubepem 0 < <1 u obosnanwum d = fat, ;4(F). Toeda

2el(b — 41(b — a)?
log N'(v, F,1) <1+ dlog elb — a) log ( za) )
dy Y
Teopema 1.7 BMecTe co caemcTBueM 1.3 BiIeUeT TaKoe CJIEICTBHE.

Caenctsue 1.4. [Iycms F — xaacC 8EULLCMBEHHLT PYHKUUL CO 3HA-
wenuamu 6 ompeske [—1,1], v >0, 6 > 0 u P — pacnpedeaenue epo-
amnocmed, eenepupyrowee evbopry S. Toeda ¢ seposmmnocmoio 1 — 0
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mobas eunomesa f € F, daa womopotd mg(f) = v, umeem owubry
KAGCCUPUKAUUL

4 16el 1281 2
errp(f) < 7 (dlog;;f;log/ﬁ8 + log 5) ,

ede d = fat. /g(F).

s xknacca Bcex (OHOPOJHBIX) JIMHEHHBIX (DYHKIMI ¢ OrpaHu-
YEeHHON 00/IaCTBIO OINPEeeIeHUsT UMEET MECTO He 3aBUCHIIAs OT Pas-
MEPHOCTH IIPOCTPAHCTBA OObEKTOB BEPXHSIS OIEHKA IOPOTOBOIl pa3-
MEPHOCTH.

Teopema 1.8. I[lycmov X = {7 : ||z < R} - wap paduyca R &
N-MEPHOM E6KAU060M Npocmparcmee: u F — KAace AUHETHLET 00HO-
podnoir pynxuyud f(Z) = (w- ), 2de |[w|| <1 uzx e X. Toeda

fat, (F) < (?)2

Jlokazamenvcmeo. lomycrum, aro mHOXKecTBO Y = {Z1, ..., T}
SIBJISIETCSI Y-PA3JICIUMBIM C TIOMOINBIO JIMHEWHBIX OIHOPOIHBIX (DyHK-
nuit U3 Kjacca JF U CBUJETENSIMUA T1, ..., T].

PaccmoTpuM mpon3BoIbHOE MTOAMHOXKECTBO Yy Cv. Homyctum,

Zm} Z T

zeY ZeY\Y

qTO

ITo omnpejenenuto Haiijercs BecoBoil BekTop w, ||w|| < 1, Takoit, 4yTo
(W-Zj)>ri+ymaz; €Y u (w-z;) <r; —y s T; € Y. Torna

dw-z)= D i+ Yy

Y ey
n
Yoo ezm)< ) ri— Y\ Y]y
ZEY\Y FEY\Y

PasnocTpb 31X ABYyX CyMM OIEHUBAETCS CHUBY

dowezm) - Y (w-x) =l (1.24)

xiGY T; EY\Y/
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N3 nepasencrra Kommr—ByHIKOBCKOTO 17151 €BKJINI0BOM HOPMBI ITOJTY-
qaeM

a?iEY/ IZEY\Y/
(o (za £ )
z; €Y z,eY\Y
B D OE S (129
xiEY xiEY\{/

U3 (1.24), (1.25) u u3 HepasencTsa [0 < 1 mosydaeM HUKHIOKO OIEHKY

Zfi— Z z; || = vl (1.26)

T; ey T; EY\Y
HomycTuM Tenepb, ITO

Zri< Z ;.

zeY ZeY\Y

[Tomenstem MHOKecTBa Y n Y \ Y Mecramu u aHATOrHIHBIM 06pa30M
IIOJIY YUM

Z fi—zfi = 9.

xlEY\Y/ :177;6?

Taxum o6pasom (1.26) BBIIOIHEHO B 000HX CIIydasiX.

[IpomoskuM MOKA3aTETHCTBO TEOPEMBI.

ycts € = (€1, ..., &) — caydailHbIi paABHOMEPHO PACIIPeIe/IeH-
HbILiT GuHApHBIA BeKTOp jutuHbl [ § € {—1,1} upui=1,..., [

BekTop & ecTecTBEHHBIM 00PA30M OIpEIeIsIeT Pa3OHeHne MHOKe-
crBa Y Ha /Ba MOAMHOXKeCTBa Y 1 Y\Y Berancsium MmaremaTuaeckoe
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OXKMJIaHMe KBaJpaTta HOpMbI pasuoctu (1.26) oTHOCHTEIBHO CITydaii-
HOro pa3brueHust MHOXKECTBa Y, olpeesseMoro BekTopoM £. Mmeem

2
l

2
FE Z.fl'— Z Tl = F Z&jz =
=1

:DiGY/ $1€Y\Y

l l
=EY Glal’+28 )Y &3 =
i=1

ij=1,i%j

l
=E> |z < R
i=1

Haiinercss xorst OB OAHO MTOAMHOXKECTBO Y, JIjII KOTOPOIO 3HAYEHUE
HOPMBI Pa3HOCTH He OOJIbINE ee CPeIHErO 3HAUEHUS:

> xi— Y x| <RVL

x; GY CE1€Y\Y

Bumecre ¢ nepasencrsom (1.26) aro Biewer Rv/1 > vl. Orciona nosy-
qaem | < (R/7v)2. Dro osmauaer, uro fat(F) < (R/y)% A

Teopema 1.8 nokasana Iy Kjacca OJHOPOAHBIX (QPYHKIHUIL. DTO
He sIBJISIETCsl CYIIECTBEHHBIM OI'DAaHUYIEHNEM, TAaK KaK MBI MOXKEM yBe-
JMYATH Pa3MEPHOCTb BEKTOPOB Ha €/IMHUILY U PACCMOTPETh BBIOOPKY
S" = (@, ), .., (T, w)), vae T, = (Z;,1) upu 1 < i < 1. B sTom
caydae omuoposnas dyuknusa f'(z') = (@' - 7'), rme W' = (w,b),
pasjiesisier BBIGOPKY S’ ¢ TeM Ke MOpOroM, ¢ KOTOPbIM (DyHKIHsI
f(z) = (w - ) + b pasgenser BHIOOPKY S.

IToxcrapisiem oreHKy TeopeMbl 1.8 B OlleHKY ciiefcTBus 1.4 1 1o-
JlydaeM CJIeyIOULyI0 UTOTOBYIO T€OPEMY.

Teopema 1.9. Paccmompum 3a0a4y KAACCUGURALUL € NOMOULDIO AU-
Hetnur oonopodnvr gynkyui f(z) = (w-x) € L, 2de T € R,
|| < 1. Badarvr wucaa v >0 u0 < < 1.

JTas npouseoavnozo pacnpedeaenus eepoammnocmets P, ckonuyen-
mpuposanroeo 6 wape paduyca R ¢ uenwmpom 6 nauase xoopounam
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u eenepupyrowezo ewbopky S = ((Z1,y1), ..., (T, y1)), ¢ eepoam-
nocmwio 1 — & mpousdsoavras eunomesa f € L ¢ epanuuet ouwudky
ms(f) = v umeem seprrior ouenky owubky KkiacCuPGuUKaUUY

(1.27)

4(64R2 ely, 128RI 2)
5)

errp(f)gl " log4Rlog 2 + log —

JI71s1 ostydeHust 9TOM OIEHKH Mbl HCIIOJIB30BAJIN TO, YTO B HEpa-
BercTse (1.36) Teopembl 1.8 BMecTO d MOYXKHO B3SITh JIFOOYIO0 BEPXHIO0
onenky uncia d = Sdim(F*/?). B nanHoM ciyuae yno6HO B3STH

64R?
d= 25—

Onenku teopem 1.8 m 1.9 mociy»kar OCHOBOI JIJIsl TIOJIYI€HUsI
He 3aBUCIIUX OT Pa3MEPHOCTH IIPOCTPAHCTBA OIEHOK BEPOSITHOCTH
ommbKu 000DIIEeHUsT JIJIsT METO/Ia OITOPHBIX BEKTOPOB B Teopeme 2.4 u3
paszaena 2.6.1.

1.3.2. IlokpbITus 1 YyNIAaKOBKU

PacemorpuM cosiepskanue mpeblIyInero pasmieia ¢ 6ojee obImux mo-
3UIANA.

[Tycrs (X, d) — HEKOTOPOE MeTPUYECKOe MPOCTPAHCTBO, d(T,y) —
paccTosTHIEe MEXKIy dJeMeHTaMu &,y € X.

[Mycth AC X u BC Awu«a>0. [oBopuM, 9T0 MHOXKECTBO B sIB-
JISTETCST Q-NoKpumuem MHOXKecTBa A, ecu st jiroboro a € A cytie-
creyer b € B takoe, uro d(a,b) < a. Yucrom nokpvimus MHOKECTBA
A HazbIBaeTCcs (PYHKIIHST

Na(a, A) = min{|B| : B aBasercs a-mokpeituem A}. (1.28)

loBopum, uro MHOKECTBO B C X sIBJIsSIETCST (v-0MOeAuMbLM, €CITH JIJIsT
J00BIX a,b € B Takux, uro a # b, 6yger d(a,b) > a. Yuciom yna-
xoeku MHOKeCcTBA A HasbIBaeTCs (DYHKITUS

My(a, A) = max{|B| : B C A ssusiercst c-oraesumbim}. (1.29)

OCHOBHBIC COOTHOIICHNS MEXKJy YUCJIOM IIOKPBITHUA W YUCJIOM YIIa-
KOBKH J1aIO0TCsd B CJIe,HyIOH.[efI JIEMMe.
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Jlemma 1.8. Jlasa moboix AC X ua >0
Ma(2a, A) < Ny(a, A) < My(a, A).

Joxazamenvemeo. Ilycrs M — 2q-oTmemMoe TOIMHOXKECTBO A 1
N — a-tokpbitue A. Ilo onpenesienuto MHOXKecTBa N JIJIsT KaXKI0TO
a € M mnaiinerca b € N rakoe, uro d(a,b) < a. Ecm a,d’ € M
pazimunbie u b, € N uM Takum 06pa3oM COOTBETCTBYIOT, TO b 1
b’ rakke pazimuHble, TaK Kak uHade 610 661 b = b u d(a,d’) <
d(a,b) +d(b,a’) < 2a.. D10 IPOTUBOPEUUT TOMY, UTO JIOOBIE JIBA pas3-
JIUIHBIE 7eMenTa M HaXOJATCsT Ha PACCTOSTHAN He MeHbIneM 2a.. OT-
croza 3akimodaeM, aro | M| < |N|. IlepBoe HepaBeHCTBO JOKa3aHO.

[Iycts M — MakcuMaIbHOE 10 BKJIIOUEHUIO (-OTIEJIMMOE TTOIMHO-
xectBo A. Jlokaxkem, uro M sIBIsieTCsl q-TIOKPBITHEM MHOXKECTBa A.
HomycruMm, 310 He Tak. Torma Haiigercs sjgeMeHT © € A Takoii, 4To
HET HU OJTHOTO 3jieMeHTa 13 M B okpecTHOCTH & pajuyca «. JlobaBum
r K M u nony4aum cTporo 60Jibliiee 0 BKJIIOYEHUIO ITOAMHOXKECTBO
M U{z} muoxecrBa A, KoTopoe Takxe a-otaesumo. [Toayaaem mpo-
TuBopeune ¢ Beibopom M. JlanHoe nporuBopetne I0Ka3biBaeT BTOPOE
HEPABEHCTBO U3 YCJIOBUSI JIEMMBI. /\

OcHoBHAas 1IeJIb JJAHHOT'O pa3Jielia — J0Ka3aTeIbCTBO TeopeMbl 1.7,
KoTOpast Oyzer caencrsueM Teopemsl 1.10 (em. mike). s ero mpose-
JIeHUsT HaM TToTpebyeTcsi pa3BUTHE TEOPUHU PA3MEPHOCTH it (DYHKITHI
¢ KOHEYHBIM YHCJIOM 3HAUEHUI.

[Tycrs X — mekoropoe muoxkectBo u B = {0,1,..., b} — koHeu-
HOe MHOYKeCTBO. PaccmorpnM mekoTopsiit knace F C BY dynkimii,
OIIPEJICJIEHHBIX HAa MHOXKECTBe X U IMPUHUMAIONINX KOHEYHOE UHUCJIO
suadenuit u3 muoxkecrsa B. Paccmorpum merpuky na JF

I(f,g) = sup | f(x) — g(x)|.

TeEX

e byukiuu f,g € F omdeaenv, (2-omdeaenw), ecmu I(f,g) = 2.
Nubivu cioBamu, cymectByer © € X takoe, uro |f(z) — g(x)| > 2.
Knacc F omdeaum, eciu jiobbie jiBe pyHkuu f, g € F OTIE/ICHBL.
[ycre X = {z1,..., z,} € X — HEKOTOpOE MHOYKECTBO C 3aJIaH-
HBIM JITHEHHBIM TOPSIKOM Ha €ro 3aeMenTax (Bibopka) m F C BY.
[To omnpenenenuto kmacc F cmpozo paddessem MHOXKeCTBO X, eciu
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cytecTByer Habop § = (S1,..., Sp} d71eMeHTOB B Takoil, 9To JjIsi
moboro F C X cymecrsyer dyukuus fg € F Taxkasl, 9ToO

v, € E = fp(x;) > s +1,
wZQE:fE<1'Z)§SZ—1

IJIsT JII0O0rO0 1.

loBopsaT Takke, 9TO JF CTPOro pasjiessger MHOXKECTBO X OTHO-
cuTeIbHO Habopa s. Pasmep MaKcHMMaJIbHOTO MHOXKECTBa X, CTPOrO
Pa3/IeIMMOro ¢ IOMOIIBIO Kiacca (pyHKIMil F, Has3blBaeTcs Cmpo2ot
pasmeprocmuvio F u obosuadaercsa Sdim(F).

PaccmoTpum npocTyio IUCKPETU3AIUIO, TIEPEBOISIITY IO TPOU3BOJIb-
HyIO BelecTBeHHO3HauHyo dynkuuo f : X — [0,1] B dyuknuo,
NPUHUMAIONIYIO KOHEYHOEe YHC/I0 3HadeHui. JIist mpousBoIbHOTO Be-
mecTBeHHoro « > (0 ompeaeanm

@ = |12

«

JUIst BeeX x, Te [r] obo3naudaer Gikaiiliee K 7, CBEpXy WM CHU3Y,
1eJ10€e 1nciio; TakuM obpaszom, |r—[r]| < 0.5. Econ uucso r saxoaurcst
CTPOTO B CEpeJinHe WHTEpPBaja MEXKY TEJbIMUA YUCTAMU, TO MOXKHO
OKpYIJIATH ¢ HegocrarkoM. Oupenesnnm Takxke F* = {f*: f € F}.

OueBuyno, uro dyHKIuA f& IPpUHUMAET 3HAYEHUS B MHOYXKECTBE
{0,1,..., [1/a]}.

Jamee, paccMOTpUM CBsI3b MEXKJy KOMOMHATODHBIMU Pa3MepHO-
CTSIMU W 9UCJIAMU TTOKPBITUsT KJaaccoB pyHKImi F u F.

Hanomawnm, uto wncnao nokpeitust Ny(a, A) n uuciao ynakoskn
M(a, A) onpepenenst cornacho (1.28) u (1.29).

Omnpejie/iuM CIIENUAIbHYI0 METPUKY Ha JF, CBSI3aHHYIO C MHOXKE-

creom X = {x1,..., x,}, caeayomum obpa3om:
l = ) — g(x;)].
x(f;9) = max [f(z:) — g(wi)]

PaCCMOTpI/IM COOTBETCTBYIOIINE YUCJIQ IIOKPBITHUA N YIIAKOBKHU:

N(o, F, X) = Np (o, F),
M(a, F,X) =M, (a, F),

62



a TaK2Ke COOTBETCTBYIOIINE BEJIMIUHBI

N(a, F,n) = sup N(a, F,X),
| X|=n

M(a, F,n) = sup M(a, F,X).
| X|=n

CBsI3b MEXKIy CTPOroil pa3MepHOCTHIO AUCKPETU3NPOBAHHOIO KJIAC-
ca PYHKIUI U IIOPOrOBOH PA3MEPHOCTHIO KCXOIHOI'O KJIACCA IIPEICTAB-
JIeHa B CJICYIOIIel JieMMe.

Jdemma 1.9. [Tycms F C [0,1]Y w a > 0. Tozda

Sdim(F?) < faty o(F), (1.30)
M(a, F, X) < M(2, F¥?, X). (1.31)

,ZLOK&S&TGJILCTBO JIEMMBI IIpeajiaraeTcd B KadeCTBE 3aJa9u.
CJIe,ZLyIOHJ,aH JIEMMa IIpeACTaB/IdeT TEXHUIECCKYIO 9YaCThb OCHOBHOI'O
pe3yibTaTa 3TOI'0 pa3Jjesia.

JIemma 1.10. IIyemv X — xoneunoe mmoorcecmeo, |X| =n u B =
{0,1,..., b}. IIyemv maxorce F C BY u d = Sdim(F). Tozda

M(2, F,n) < 2(n(b+ 1)%)Mevl,

d

edey =3 (1)

=1

Jlokazamenvcmeo. Oupenenum byukiyio t(h,n), riae h u n — ue-
aete qncia. [Ipeanomaraem, aro n > 1 u h > 2. 3nadenue t(h, n) s7oit
QYHKITNN ONIPEIeNISIETCS CJIETYIOIINM 0Opa3oM.

PaccmarpuBatoTcst Bce oTmesmmbie MOAKIacchl F' Kiacca pyHK-
it F, cofepskarue 1o h saementos. [lousTre oTmemnmMocTn Kiacca
dyukIuit ObLIO OIpeIe/IeHO paHee B 3TOM paszese. Kaxmaprii Takoii
kJace GyHKImt F' MOXKET CTpOTO pa3JieisiTh HEKOTOPBIE MHOYKECTBA
X C X OTHOCHUTEJIbHO HEKOTOPBIX TOC/IEIOBATEIFHOCTEH TeIbIX M-
cen s. Korya Mbr roBopuM, ato F' crporo pasnessier mapy (X, s), Mbl

GSLLGCB ’—T1 0b603HaYaeT HaMMEHbIIIee meJjioe OoJibIllee WJIn paBHOE T.
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uMeeM B Bujy, 4To I cTporo pasjeinser napy X OTHOCHTEIBHO IIO-
CJIeIOBATE/ILHOCTH S.
Oyukuuio t(h,n) 3ama1uM GOPMAILHBIM YCJIOBHEM:

t(h,n) = max{k : VF C F,|F| = h, F ornennmo

= F crporo pazzessier e Menee k nap (X, s)}.

Ecin He cylecTByeT HH OJHOIO OTJEIMMOr0 MHOXKecTBa F' pasmepa
h, To nosaraem t(h,n) = co.

JIemma 1.11. Ecau t(h,n) >y u Sdim(F) < d, mo M;(2,F) < h,
d

edey = > (7)b.

=0

Jlokasamenvemeo. Homycrum, aro M;(2, F) = h. 910 3Ha4UT, 9TO
cyiecTByeT oTesnmoe MaHOXKecTBO ' C F pa3mepa ue menee h. Tak
kak t(h,n) >y, F crporo paszensier no-kpaitueit mepe y map (X, s).

Tak xak Sdim(F) < d, ecin F' crporo pazaenser napy (X, s), To
| X| < d. TTogmuo)kecTBO X pasmepa i MOKHO BbIOpaTh (7) crniocoba-
MU, KDOME TOI0, UMeeTCsi MeHee b BO3MOXKHBIX TOCJIEI0BATE/IbHOCTE
s amHbl 4 (13-3a cTporoil pasjeauMocTi X 3JIEMEHTaAMH § HE MOIYT
6birb 0 mum b). Takum obpasom, F' cTporo pasjesisier MeHee ueM

> (1)

=0

(X, s)-nap. Ilosyuennoe nporuBopedne JoKa3bBaeT JeMmy. A
N3 jgemmbr 1.11 ciemyer, 9TO jjist TOrO, 9TOOBI JOKA3aTh JIEM-
My 1.10, mocraToyno goKazaTb, YTO

t (Q(n(b + 1)2)“0%171) >y, (1.32)

d

raey = . ()b
i=0
st Toro, uTobbl M0Ka3aTh HepaBeHCTBO (1.32) mpeaBapuTesbHO

JOKazKeM cJjieayroniee yTBep2K/IeHre.
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Jlemma 1.12. /Jlasa ¢pyrxyuu t 66INOAHANOMCA HEPABEHCNEE

t(2,n) =1 npun > 1, (1.33)

>
t2mn(b+1)%n) = 2t(2m,n —1) npun >2,m >1.  (1.34)

Joxazamenvemao. st mo0bIX ABYX OTACIUMbBIX hyHKINN f 1 g,
|f(x)—g(x)| = 2 xorst 6bI 17151 OHOTO T, T.€. ST (DYHKIUU PABJIETAIOT
opHossiemenTHoe MHOXKecTBO {x}. Takum obpasom, ¢(2,n) > 1, Te.
HepaBencTso (1.33) Beimosmeno.

st nokazarenbersa (1.34) pacemorpum MHOXKeCTBO F', cojiepKa-
mee To-kpaiineit mepe 2mn(b + 1)2 [TOIIAPHO OTACIUMBIX (DYHKITHIA.
Ecin Takoro mMuoxectsa He cymecrsyet, To t(2mn(b + 1)%,n) = oo
u HepaBeHcTBO (1.34) aBTOMaTHYeCKN BBINOIHEHO. Pasmesmm mpouns-
BOJIbHBIM O6pasoM dyukinun u3 F wa napset {f, g}. Beero Takux nap
re menee gem mn(b + 1)2. Ilycts S ob6o3HauaeT 9T0 MHOMKECTBO Hap.
st mpoussosbuoit napst { f, g} € S nycrs x(f, g) paBHO onHOMY 13
Tex x, st KoTopsix |f(z) — g(x)] > 2.

Hnax e X, 1,5 € B, j 21+ 2, onpeneanm

bin(z,i,j) = {{f, 9} € S : x(f,9) = =, {f(2),9(x)} = {i, j}}.

Ob1ee 4mcI0 TAKUX MHOYKECTB HE IIPEBOCXOINT

n(b; 1) < n(b+ 1722,

HamomunmM, 4T0 110 yesosuro slemMsr 1.10 Beinosneno |X| = n.
Tax xax umcyo seex nap (f, g) pasao mn(b+ 1)2, momxns cyme-
crBoBarh =¥, ¢* u j* > ¢* + 1 takue, 4TO

|bin(x*, 1%, j°)| = 2m.
OnpemenM 1Ba MHOXKeCTBa, (hyHKITHIT

Fy = {f € Ubin(z*,i*,5%) : f(z¥) ="},
Fy ={g € Ubin(z*,i*,5) : g(z¥) = j*}.

3aecy UA, riae MHOXKECTBO A COCTOUT M3 Iap, €CTh MHOXKECTBO, CO-
CTOSIIEEe U3 IJIEMEHTOB BCEX TaKHUX IIap.
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HAcno, uro |Fy| = |Fy| > 2m. Knace dyukmuit Fy otaennm, ecin
paccmarpuBaTh 3tu dyHKIMu Ha Maoxkecrse X\ {z*}. IeiicrBurenn-
Ho, Kjacc F', a 3uHaunt, n kjaacc Fy, ornenum Ha X, mO3TOMY M5
mo6bIx Byx dyukiuit f, f/ € Fy 6yuer |f(2') — f/(2)| = 2 ans nexo-
toporo z’, npuuem ' € X'\ {z*}, tak kak Ha r* 3HAYeHNs STNX DYHK-
uit COBIaJaloT. AHaJIOrMIHBIM 0Opa3oM, Kiaace dpyHknuit Fh Takzxke
oresinM Ha obstactu oupenesenust X\ {z*}.

CiietoBaTeIbHO, OJKHBI CYIIECTBOBATH JBa MHOKecTBa U 1 V|
Kaxkji0e pasmepa He MeHee t(2m,n — 1), cocrosmme u3 nap (X, s)
Takne, 9To F cTporo pasnmensier napel u3 U u Fh cTporo pasmesser
mapbl u3 V.

OueBunoO, 9TO JH00as mapa u3 UUV cTporo pasme/sieTcst KJ1accoM
F.

[Iycrs (X,s) € UNV. Torna napa ({z*} UX,(Li*gj*J,s)) TaK-
7K€ CTPOTO pasesaeTcst IocpeacTBoM F. DTo Tak, MOCKOILKY JI00bIE
dyuknuu f € Fy u g € Fy, crporo pasuesitoriue X, yI0BIETBOPSIOT
rakxke ycaosuaM f(x*) = i* u g(z*) = j*, npuuem j* > i* +2. ITosro-
My g(z*) = j* > l*% +1u f(z*) =i* < ZJQJ* — 1. Tlosromy ojHA
13 3TuX (GYHKIUI CTPOro pase/nsieT BHIOPAHHOE MOJAMHOKECTBO.

Heticreurenpio, mycts B C {z*} U X = {z%,21,...,7)x|} u
f(z;)) =2 si+1upu z; € E, f(x;) < s; — 1 npu z; ¢ E nyis HEKO-
Toporo Habopa s = (S1,..., Sp—1). AHAIOrU4HO, IycTsb g(T;) > si+ 1
npu z; € E, g(x;) < s, —1 upu x; ¢ E 1151 HEKOTOPOro Habopa
s =(s},..., sl,_1). lIpusrom f € Fy u g € Fy. Torna f pasgensier E

g
oTHOCHTENLHO Habopa s1 = (| * JQ” |,81,--+y Sp—1), ecm * € E, nin

g pasaensier E ornocurensuo mabopa sy = ([“51-],sl,..., s,_1),
ecmn x* € E.

CnenoBaresibHO, Kaacc F' cTporo pasjesisier

UUV|+|[UNV|=|U|+|V]>2t2m,n—1)

nap (X, s). Hepasencrso (1.34) u nemma 1.12 nokazanbr. A
[Tepexomum Ternephb K gokazaTenbcTBy JiemMbl 1.10. Ilpumenss
HepasercTBa (1.33) u (1.34) pekypcuBHBIM 06pa30M, MOJIYYUM

t2(n(b+ 13" n) = 2"t(2,n —r) > 2" (1.35)

upu n >r = 1.
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Ecmn [logy] < n, To nomaraem r = [logy| B (1.35) u momydaem
HepaseHcTso (1.10).
Eciu [logy]| > n, To Besmunna

2n(b+1)2)1Y] > (b 4+ 1)"

[PEBBINAET YUCIIO0 BeeX (YHKIHMiT co 3HauUeHnsIMH B B n 06/1acTbio
oupezesnernst X, |X| = n. B 310M ciiyuae HE OJHOIO OTIEJIUMOTO
muozecTBa F pasmepa 2(n(b 4+ 1)2)1°8Y1 me cymecryer u

t2(n(b + 1)2)e¥l n) = co.

Taxum obpasom, semma (1.10) mokazana. A

Tenepb MBI MOKeM CPOPMYTUPOBATH U JIOKA3aTh OCHOBHOE YTBEP-
JKJIeHIe 3TOro paszesa — reopemy Asona, ben-Jlapua, Yesa-bBosuku
n Xaycaepa [6].

Teopema 1.10. ITyemv F C [0,1]% w a € [0,1]. O6osnanum d =
faty 4(F). Tozda

9 9\ [dlog(32)]
N(a, F,n) <2 (n <a + 1> )

Joxaszameavcmeo. Mcnonb3ysl TO, 9TO YHCIO YIIAKOBKU He IIpe-
BOCXOJIUT YHUCJIa HOKPBITUsI, HepaBeHCTBO (1.31) semmbl 1.9, a Takike
gemmy 1.10, momydInM CIeIyIONIyIO TEMOYKY HEPABEHCTB

N(a, F,n) = sup N(a, F,X) <
| X|=n

< sup M(a, F,X) <
| X|=n

< sup M(2, FY2 X) = M(2,F*? n) <
| X |=n

<2(n(b+1)%)ev],

U

rie b=[1], y =3 ()b, d = Sdim(F/?).
i=1
3amMeTnM, 9To Kjaacc QyHKIIi F a/2 VIOBJIETBOPSIET YCJIOBUIO JIEM-
Mol 1.10 mpu b = [=].

1
a
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3 nepasencrsa (1.30) memmer 1.9 momywaem d' < faty q(F) = d.
Orcrona

y= Ei; (?)b < é (?)b < bdg (?) < b (%)d. (1.36)

B gacrrocrn, logy < dlog(b%").

Teopema jiokazana. A
Teopema 1.7 us paszaena 1.3 siBisiercs nepedOpMyInPOBKOI 3TOi
TeOpeMBI ¢ HEOOJIBIINM OCTIabIeHIEM OIEHKH.

1.4. Cpeanue no Pagemaxepy

B sroMm pasneine 6ymer n3ydarbes €Ie OIHO IMOHSITHE eMKOCTH KJIacca
dyHKIMit — cpeanne Pajgemaxepa. DTo HMOHSITHE HO3BOJISIET MTOJIYYaTh
HOBBIE BEPXHUE OIEHKH OMHIOKN 0600menus.”

[Iycts X — HEKOTOPOE MHOXKECTBO, HA KOTOPOM 3a/IaHa CTPYKTY-
pa BEPOSITHOCTHOTO IIPOCTPAHCTBA ¢ BEPOSITHOCTHBIM PACIIPEIeICHIEM
P. Ilyctp Takrke 3ajaH HEKOTOPBIH KJjacc J U3MEPUMBbIX (DyHKIIHIA,
OIIpe/IeJIEHHBIX Ha MHOXKecTBe X .

Hycrs 28 = (21, ..., %) — HeKOTOpast BLIGOPKA, COCTOSIIAS U3 JJIC-
MEHTOB MHOXKeCTBa X. MBI IIPeAoIoKUM, UTO JIEMEHTHI BHIOOPKI
HE3ABUCUMO U OJMHAKOBO PACIpeIeieHbl COTJIACHO PacIpeiesieHuto P.

Ilycts 01, ..., 07 — He3aBUCHMbIe OEPHYJIMEBCKIE BEJIUIHUHBI,
[IpUHUMalomye aBa 3HadeHust +1 1 —1 ¢ paBHBIMH BEPOSITHOCTSMMU:
Byja(oi = 1) = Byjp(os = —1) = 1/2 pya moboro 1 < i < [. I1n
cayJaiiHble BeJIMYMHBI HA3bIBAIOTCA CIydaiinbiMu Pasemaxepa.

O603HaYUM IIOCPEJICTBOM 0 = Bi /o DACTIDEIC/ICHHE BCCTO Habopa
o1, ..., O] IJAHBL [.

Buibopourvim cpedrum Pademazrepa kitacca F Ha3bIBAETCS yCJIOB-

HOE MaTeMaTH4YIeCKOe OXKHIaHHNe 8

l
- 1
Ri(F)=E, | sup - oif(zi
(F) = Br {sup 7 3 oif ()

"Cu. ucrounuxu [9], [12], a Taxxe rexmuu Kakane u Tesapu [22].
8310 cilyJuaifHas BeJIMYMHA, 3ABUCAINAsl OT CJyYailHONW BBIOOPKH 2 =

(z1, -y 21)-
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BepostHocTHOE pactpenenenune P Ha 3/1eMeHTaX BLIOOPKNA WHIYITHPY-
eT BeposiTHOCTHOE pactpeesenne P! na BeiGopkax 2! = (21, ..., 2)
JJIVHBL [.

Cpednum no Pademazepy kinacca F HA3bIBACTCH IUCTIO

!
~ 1
Ri(F)=Ep(Ri(F)) = EpE, | sup -
fer l

oif(z)
1

1=

CorytacHO oIpejieieHuIo, cpefiHee 1Mo Pajemaxepy paBHO CpeHEMY
3HaYEHUIO BRIOOPOTHOrO cpeaHero 1mo Pajgemaxepy OTHOCHUTE/IHHO pac-
npesenenns Pl Dra Besmunna, Hapsy ¢ DyHKIHEH POCTA U GHCIOM
MOKPBITH, OTPaykaeT CJIOKHOCTE (€MKOCTB) Kiacca dyHKIwmit F.

[IpuBenem psi cBoiicTB cpepanx 1o Pajemaxepy, KOTopbie Oy T
HCIIOJIB30BATHCS IIPHU Oy IeHIU BEPXHEH OIEHKH OIMUOKU 0000IIe !SI
B pazneite 2.7.

ITo omnpeenieHnIo BEIOOPOIHOE cpetHee PYHKIMY f Ha BHIOOPKE Z
paBHO

l

HamoMHIM, 9TO 3JIEMEHTH BBIGOPKH z! = (21, ..., 2]) HE3ABUCUMO

JIPYT OT JIpyTa FeHePUPYIOTCsI C MOMOIIBIO BEPOSTHOCTHOI'O Pacipeie-
Jenus P.
Maremarnueckoe oxxuganne dbyukiun f pasuo Ep(f) = [ f(z)dP.
B cieayiomeM yTBEpKIEHIN IIPHBOANTCS OLEHKA PA3HOCTH MEZK-
JIy MATEeMaTHYCCKUM OXKUJIAHUEM ¥ BBIOOPOUHLIM CPEJHUM, PABHO-
MepHasi 110 BceM (byHKIUAM U3 Kiacca F.

Teopema 1.11. Hmeem mecmo HepaseHcmaso

E,i.pi <;gg<Ep<f> — E.(f))) < 2Ry(F). (1.37)

Joxasameavemeo. Iycrs 28 = (21, ..., %) — ciydaiinbie Be-

JIMYUHBI, PacCIIpe/ie/IeHHbIC TaK 2Ke, KaK CJIy‘IafIHbIe BCJIMYNHBI Zl =

(21, ey zl). KpOMe 9TOrO, IIpeaioJsaraeM, 4To
Zly eony Ry Ry «v-y 2]
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€CTh IT10CJICIO0BATCJIHbHOCTh HE3aBUCUMbIX C.Hy‘lalebIX BCJIMYUNH.
Nnmeer mecTo cjeayroniasd IeliodKa paBeHCTB U HEPABEHCTB:

E, p (Sup (Ep(f) - }Zf(;@)) =

feFr

1 -
=E, pi <?161§)E (l;Esz(f(Zi)) - f(%‘)))) <
1,
< E,op (Egzwpz (?25 (z ;(f(zz') - f(%))))) =
1 ~
= E.izp2 (;lelg <l ;(f(zz) - f(%)))) =
1< _
= EzlglNPQIEJNBl/Q (?1612 (l ;O’Af(%) - f(Zz))>> <
o
=Fu piEs~ 10 | ST - O’zf(%))) +
e (1 (12
!
+E 1 ptEonB, ), (SU-I; (} me(%))) -
€ i=1
R

= 9Ry(F). (1.38)

[Tepexom oT 2-if cTPOKM K 3-if IPOUCXOUT IO CBOWCTBY:

sup / f(2)dP < /sup f(2)dP,
feFr feFr
KOTOPOE B CBOIO OYepE/Ib CJIe/IyeT U3 CBOWCTBA: CyIPEMYM CYyMMBI HE
IIPEBOCXOIUT CYMMBI CyIpeMyMoB. IlosByienune B 5-if cTpoke o; He W3-
MEHUJIO CYNPEMYM, TaK KaK MATEMaTHIECKOE OXKHUJAHUE CYIpeMyMa
MHBAPUAHTHO OTHOCUTEILHO IEPECTAHOBOK IEPEMEHHBIX 2; U Z;; 110
9TOM Ke IPUYNHE MBI MOYKEM BCTABUTH B 6-if CTPOKE CUMBOJI Cpe/IHe-
o EU~B1/2 .

Hepasencrso (1.37) nokazano. A

ITpuBemem mBa ciaemcTBust u3 Teopemsbr 1.11.

Bo-niepBbix, HepasencTso (1.37) MOXKHO 00paTUTB:
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CaencrBue 1.5. Umeem mecmo HEPABEHCME0

Epi <]s;£<Ezz (f) = Ep(f))) < 2Ry(F). (1.39)

Hepasencrso (1.39) mpsimo ciejyer u3 HepasercTsa (1.37) u oue-
BuHoro pasencrsa Ry (F) = Ry(—F), tne —F ={—f: f € F}.

s ToKa3aTebecTBa BTOPOTO CJIEJICTBHsI HAM TIOTPEOYeTCsl CJie-
JlyIolas JieMMa, KOTOPYIO MblI IIPHBOJMM 0e3 J0Ka3aTeslbeTBa. DTa
JIeMMa Takzke OyJIeT UCIOJIb30BaHa B JIAJIbHEIIeM.

Jdemma 1.13. ITycmo f : 28 — R — pynxyus, ydosiemeopaouan
YCA06UI0

’f(zlv ey Ri—1yRiy Ri41ly -y Zl) -
/
—f(zl, vy Ri—15R5y Rid1y -y Zl)‘ < C;
Ons M06020 0 u s 6Cex z1, ..., 2,7 € Z, 2de c1, ..., ¢ — HeKo-
MOPBLE KOHCMAHIMBL.
Hycms maxowce Zy, ..., Z] — HE3a8UCUMDBLE 00UHAKOB0 pacnpede-

aennvle (cozaacno eepoammocmmuomy pacnpedenenuto P) cayuwatinove
BENUNUHDL, NPUHUMEIOULUE SHAYEHUA 68 MHodcecmee Z.
Toz0a umeem mecmo HEPasEHCMEO:

Pl{f(gla B} 2l)_EPl(f(21, ey 21)) 21;} <

—9t2

!
2
i=1

< exp

, (1.40)

ede Epi — cumeon mMamemamuieckozo oscudanus no pacnpedeseruro
P! na ewbopraz dnumne 1.

JokazaresbcTBO 9TOi JleMMBl MOXKHO HaiiTi B pabore [30] u B
mounorpaduu [33].
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Tak Kak ycjioBHE JIEeMMBI BBITTOJTHEHO ITpu 3amene f Ha —f, BbI-
ITOJTHEHO TaK>Ke HEPaBEHCTBO:

PYEpi(f(z1, ... 2)) = fz1, .oy 1) 2t} <

(1.41)

Crnemytotee CeICTBIE JAET PABHOMEPHYIO TI0 (DYHKITUSIM U3 KIIaC-
ca JF OIEHKY pa3HOCTH MEXKJ/y MATeMaTHUIeCKUM OXKUIAHUEM (DYHK-
[UU U BBIOOPOYHBIM CPEIHUM 3TOM »Ke (DYHKIUU. DTU BEJIUIUHBI OT-
JITJAIOTCS Ha YABOEHHOE cpejiHee 10 Pajemaxepy kiaacca yHKIIAN.

Caencrsue 1.6. Jlonycmum, wmo snavenus gynruut ud xaacca F
aearcam 6 unmepsane [0,1]. Toeda daa npoussosvrozo 6 > 0 c eepo-
amuocmoio 1 — § evinoaneno:

n 2
Bp() < Balf) + 2R(F) + || b <
2
< EL(f) + 2Ri(F) +3\/§ (1.42)

ons scex f € F, 2de 28 = 21, ..., 2.

Hoxazameavemeo. st siroboit pyHKIMKM f UMEeT MECTO OUYEBHU/I-
HOe HEPABEHCTBO

Ep(f) < Ea(f) + sup(Ep(h) — Exi(h)). (1.43)

[Tpumennm uepasencTso (1.40) gemmbr 1.13 Ko BTopoMy wieHy B mpa-
Boit gacru (1.43).

Tak kak 3Hadenus GyHKIUU f OrpaHUYEHBI €JIUHUIEH, MOXKHO
B3saTb ¢; = 1/l npu 1 < i < [. Tlogcrasiisiem 9Tu 3HAYEHUSI B TIPABYIO
gacTh HepasercTBa (1.40) u npupasauBaem ee §/2. [Tomyaaem

—2¢2

exp = 2 = 5/2.
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In 2
Orciona t = \/ —. W3 nepasencrsa (1.40) ciemyer, 9T0 ¢ BeposTHO-
crbio 1 — §/2 BbImOIHEHO

sup(Ep(h) — E.i(h)) < Epi(sup(Ep(h) — E.i(h))) +
heF heF

=2 (1.44)

Hepagencrso (1.37) yTBepKmaer, 14ro

Epi (;gg(EP(f) — E.(f))) < 2Ry(F).

Orciona n u3 (1.44) nonygaem

sup(Ep(h) — E,(h)) < 2R(F) + \/ lr;lg. (1.45)
heF

Orcroia ciiejiyer, 9To ¢ BEPOSITHOCTBIO 1 — §/2 BBILOJIHEHO

n2
Ep(f) < Ba(f) + 2Ri(F) + \/12; (1.46)

st moboit dyukiuu f € F.
Taxum 06pa3oM BBIIIOJIHEHO IIepBOe HepaBeHCTBo (1.42) ciencrBust.
AwnayiornunbiM 06paszoM, ¢ momorbio HepasencTsa (1.41) Jem-
Mbl 1.13 mosydaem, 9To ¢ BEPOSITHOCTBIO 1 — §/2 BBIIOJIHEHO

Ru(F) < Ru(F) + \/%m%. (1.47)

U3 nepasencts (1.46) u (1.47) mosydaem, 9To ¢ BEPOATHOCTBIO 1 — &
BBINIOJIHEHO BTOpoe HepaBeHCTBO (1.42) ciencrsus. A

B cresyromeii Teopeme j1aeTcsi OleHKa cpejHero no Pajiemaxepy
kiacca ¢ o F = ¢(F) = {o(f) : f € F} xomnosunmii pyuknuii uz F
¢ 3aJ1aHHOM byHKIIMEH ¢.
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Teopema 1.12. IlTyecmv ¢gyrxyua ¢ ydosaemsopsaem ycaoguio Jun-
wuya ¢ Konemarwmot L:

6(x) — o(y)| < Lz —y|

ons ecex x, y. Toeda ewbopounoe cpednee u cpednee no Pademazepy
xaaccos F u ¢ o F C8A3aHVL HEPAGEHCTNEAMU:

Ri(p(F)) < LRy(F), (1.48)
Ri(d(F)) < LRy(F). (1.49)

Joxaszamenvcmeo. Ilycrs 2! = (21, ..., 2z1) — caydaiinast BEIOOD-

Ka 3JIEeMEHTOB u3 obJiacTu omnpeesienns GyHKINM U3 Kiacca J, pac-
npejiejieHHas corjaciHo mepe P, o1, ..., 0; — HADOp HE3aBUCHUMBIX
6epHy.H.HI/IeBCKI/IX Cﬂy‘—laﬁHbIX BEJIMYUH CO 3HAQUYEHNAMU U3 MHOXKECTBa
{+1, —1}, u nycTh 0 — COOTBETCTBYIOIIEE PACIIPe/IeJieHre Ha Habopax
9TUX BEJIMYMH.

Hwmxkecnemyrormue npeobpaszoBanus BepHbl ipu K = F,, a Takxe
upu F = EpE, — COOTBETCTBYIOIINE MATEeMATUYIECKHAE OXKUJIAHUS
0 pacupejesiennsiM Ha 3tux Habopax. Takmm obpazom, MBI cpasy
JlokazkeM oba Hepasencrsa (1.48) u (1.49).

ITo onpegenenuto (BeiGOpouHOe) cpejnee 110 Pajiemaxepy Kiacca

dbyukuumit ¢(F) paHo

l
Ri(6(F)) = B <sup 5 aiqb(f(zi))) . (1.50

st mpOCTOTHI paccyxKaeHuit npegmnostaraeM, aro L = 1. g sToro
MOKHO 3aMeHuTb QyHKIMO ¢ Ha ¢/L. Ham HeoOxommmo J10Ka3arh
HEPABEHCTBO

Ri(p(F)) < Ry(F) = (Sup i Zazf 2 ) . (1.51)

Mer ocymecrBum tiepexon ot (1.50) k (1.51) ¢ momoImpio nenoukn
HEPABEHCTB MO TmaraM. Ha KayKjaoM Imare pacCMaTpUBAETCsI TOCIe-
JIOBATEJIbHOCTD BCIIOMOTaTesIbHbIX DYHKIWA (1, ..., @), TIe Kaxk-
nasi GyHKIMSA ¢; ecThb (DYHKIMSI ¢ WM TOXKICTBeHHAsT PYHKIUs 1.
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Ha mepsom miare Bce GyHKINN ¢; = ¢, HA TOCIEIHEM IIAre BCE TH
dyHKIIMT — TOXKIeCTBeHHbIE: ¢; = I. MBI Tak»Ke MpejojgaraeM, ITo
Ha KaXKJOM Iare, KpoMe Iocjennero, ¢; = ¢. Ilpu nepexome k cie-
JIYIONIEMY IIary odepejiHas (pYHKIUS ¢; = ¢ OylieT 3aMEeHAThCS Ha
ToxkecTBeHHy0 dbyHkuio: ¢ = I. Ilpu srom Gyzer BbIOIHEHA Ci1e-
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AyIolad IMEeIIO9Ka paBEHCTB 1 HEPABEHCTB!:

E(sup - ;i ZUz¢z (z))) =

feFr

EZE(?EE— (f(zl)) + Zazﬁbz(f(z ))) +

+ sup 21 + Z Uz¢z ’L =

fer

27]5( sup (¢(f(=1)) + Zm(f(zi)) -

L feF
2'1 +Zaz¢z z <

1
< (fs;}gf(lf(zl) f(z)| +

l
+Zo'i¢i Zz +Zgz¢z z =
1=2

:% (sup (f(z1) = f'(=1) +

ff'G]:
l
+ZUZ¢Z Zz +ZJZ¢’L z =
=2

1
= —B( §
57 ?gg (z1) + > oidi(f

sup ( 21 +ZUz¢z %)) =

per

Sllp Zaz¢z (152)

ferl
e Habop dyHKIMiT @), ..., ¢ UMeeT Ha eJMHMILY GOJIbIIEe YHUCIIO
TOXKJIECTBEHHBIX (DYHKINN, YeM HAOOD ¢1, ..., .
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B nemouke (1.52) npu mepexoze or 1-it ¢cTpokn K 2-if u 3-it ObI-
JIO B35TO MATEMATUYeCKOe OKUJAHUE TI0 01; IMOCJE STOIO MOXKHO IO~
IpeKHEMY paccMaTpuBaTh [N KaK MaTeMaTHIeCKOe OXKITaHNe 110 BCe-
My HaDOpy 0, Tak Kak Telepb IepeMeHHasi 01 orcyTrcTByeT. [Ipu me-
pexojie ot 4-it u 5-it cTpoku K 6-it m 7-il OBLIO MCIIOJIL30BAHO 3aMe-
JaHue, YTO BEPXHss FPaHb JOCTUTAETCs MIPU HEOTPUIATETHLHOM 3HA-
aennn pasHoctu ¢(f(z1)) — ¢(f' (1)), 109TOMY MOXKHO 3aMEHUTH ITY
PA3HOCTb HA €e abCOJIIOTHYIO BEJUYUHY, IOCJE YEero, HUCIOJIH30BaTh
yeaosue Jlunmuna ¢ L = 1. AHajiornytnoe 3aMedaHne ObLIO MCIIOJIb-
30BaHO IpHU Hepexone oT 6-i m 7-it crpoku K 8-it m 9-i1. 1Ipm mepexome
ot 8-it m 9-it crpoku K 10-if cTpoKe OBIJIO HUCIIOJB30BAHO TO YXKe Co00-
paKeHUe, YTO W IIPU Tepexoie oT 1-it cTpoku K 2-it m 3-1i.

[TpuMmeHsisi HECKOJIBLKO pa3 IenouKy mnpeobpazosanuii (1.52), Mbl
MIOJTyINM BBIPaXKeHWe

1 l
T bl (z0), (1.53)
1

1=

E(sup
fer

B KOTOPOM BCE @ SIBIISIIOTCSL TOXKICCTBEHHLIMU (DYHKIIUSIMHE, T.€. CyM-
ma (1.53) pasna R;(F).

[Tepsas crpoka nenoukn (1.52) pasua Ri(¢(F)) upu E = Ep E,
wm Ry(¢(F)) nupu E = E,. Takum o6pazom, epasercrsa (1.48) u
(1.49) BbimosHEHBI ¥ TeOpeMa JloKa3aHa. A\

1.5. Cpennue 1o Pagemaxepy m apyrue Mepbl
€MKOCTHU KJjiacca (pyHKITIA

VKaykeM CBSI3b CPEIHETO Mo Pajemaxepy ¢ IpyTIMEU N3BECTHBIMU Me-
pamu eMKOCTH KJ1accoB dbyHKIwuii — dbyHukimeit pocra B (1) u quciom
nokpbrrus N (a, F, ).

Cssa3b ¢ dyHkiueii pocta. Ham orpebyercsi ciemyromniee BCIo-
MoTaTeJIbHOe yTBepXKIeHne — jJemMa Maccapa:

Jlemma 1.14. ITycmo A — xonewnoe nodmmoscecmeo R wo, ..., oy
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— He3a8UCUMbBLE OEPHYANUCBCKUE CAYSATIHDIE deausutbl. To2da

v2In|A|
< ~ @
£ (s o) <l

ede a = (ay, ..., a).

Zoxasameavcmeo. Vimeer MecTo cieayroniast HUXKE IEHOYKa Pa-
BeHCTB U HepaBeHCTB. Obo3naunm F = E,. [lpu nepexoze ot mneppoii
CTPOKU KO BTOPOH HCIIOJIB3YeTCs BBINTYKJIOCTh 9KCIOHEHTHI. [Ipu me-
pexofie OT 7-if CTPOKM K 8-1f MCHOIb3yeTcsT HepaBeHCTBO e¥ + e~ 7 <
2¢°/2. Ocranbibre [I€PEXO0JIbl OUEBUTHBIL:

exp | AE | sup Z i <
aEAZ 1
I
< E|exp )\supz:azaZ =
aEAZ 1
=F sugexp )\ZzolaZ ) <
ac i=1
<F Zexp )\X:UZGLZ ) =
acA
a€A i=1
I
=Y [ E(exp(roiai)) =
ac€Ai=1
l Aa; —Aa;
Y5 =<
a€Ai=1
l
< Z 1_[6/\2Ha||2/2 <
acAi=1

< |A’€)‘2T2/2,
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e r = sup ||al|.
a€A
JlorapudMupyeM IEpBYIO U IIOCJIEIHION YaCTU 3TOM LEIOYKH U

ImoJyryvaeM HEPpaBEHCTBO

In|A

sup Z oiai | < | | (1.54)
acA ]

Jlerko npoBepsieTcs, 9To npasasi 4acTh HepaseHcTBa (1.54) nocTuraer

cBoero Muaumyma 1pu A = /2 1n|A|/r2. [loxcrasisiem 310 3HaYEHTE

A B mpaByio dacTh HepaseHcTBa (1.54) u mosrydaem

sup Z oia; | <ry/2In|Al.
acA =1
JlemMma, nokazana. A
Cssasb cpenHero 1o Pagemaxepy ¢ byHKImed pocra ycTaHABIIBA-
eTcs B CJIEJIYIONIEN TeopeMe.

Teopema 1.13. Ilycmv F — kaacc uHOUKGMOPHLT GyHKUU, m.e.

Pyrryul npunumMarOwuT Gunaphvie 3Havenus u3 mroocecmea {—1, +1}.
Tozda

2In Bx(l
RUF) < nl]:()
onn ecex .
Hoxasamesvcmeo. Ilycte E = Epi n OnHapHas CTPOKa a =
(a1, ..., a;) npepcrapnsger snavennus (f(z1), ..., f(z)), 2 = (21, ..., z1).

Nmeer MecTo cieyronias MenoYka HePaBEeHCTB:



[Ipm mepexone ot 1-it cTpoKM Ko 2-it ObLIa MCIIOIb30BaHA JTeMMa, 1.14,
U [epexojie OT 2-i ¢cTpoke K 3-if ObLIO MCHOIB30BAHO 3HAYEHUE €B-
KJTHJI0BO# HOPMBI GunapHoro Bektopa ||al| = V1. 3mech ke 6b110 HC-
[I0JIL30BAHO onpe/iesienne YHKIMU pocTa ceMeiicTBa. TeopeMa JloKa-
3aHa. A\

CBsi3b ¢ 4mcjgoM MNOKpbITUsi. [lycte F — Kjacc OyHKIMHA ¢
obstacTbio onpeesienust X' u ¢ obsacrbio 3uadenuit [—1, 1]. Ha muoxe-
crBe X 3aj1aHa HEKOTOPas BepogTHOCTHAs Mepa. Ilyers 2! = (21, ..., 27)
— cay4aiiHasg BBIOOPKA U3 JIEMEHTOB X .

Pacemorpum nopmy L (f, g) = supy<;«; | f (i) — g(2;)| ma BRIGOPKE
x! u ancno noxperrus N (a, F,x!) orrocHTENIBHO 3TOM BHIGOPKH, KO-
TOPOE PABHO Pa3sMepy HAUMEHBIIETO 110 YHCIY JIEMEHTOB MHOXKECTBa
B C F rakoro, uro misi jwoboro f € F nHaiigercs g € B, Tak 9TO

lxl(f, g) < o

Teopema 1.14. /las evibopournozo cpedrezo no Pademaxepy umeem
MECMO HEPABEHCMEBO

- 21 !
Ry(F) < inf \/ nN(‘l)"f’x)+a . (1.55)

Zoxaszameavcmeo. Ilycts B — MUHUMAJIbHOE TOKPLITHE Kjtacca JF
OTHOCUTENHHO BLIGOPKH 2!, MOMKHO CYUTATD, ITO 0GJIACTD OLpPeIe/Ie-
uust yukmit uz B ectb {1, ..., 71}.

IIycTp Takxke

Ba(g) = {f €F: lxl<f7g) < a}'
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U3 onpenenennst mokpeitusi umeeM UgepBo(g) = F. Tlosromy

!
Ri(F) = E, <Sup (}Zgif(xi))) =

feF i—1
= F, | sup sup afx =
1
= FE, | sup sup ( oig(x;) + oi (f(x:) z))>><
(gereBa(g) l; Z
1
< E; |sup~ > oig(w) | +
gEBlZ 1

l
+FE, (sup sup 1Z:al(f(:l:z) — g(x,))) . (1.56)

9€B feBa(g) * 4

st mocsienmero cpenuero u3 (1.56) BBINOIHEHO HEPABEHCTBO

= FE, | sup sup
9€B feBa(g)

1
< E, (sup sup 72 oil f(z;) Z)|> < a. (1.57)

gE€B feBa(g)

ITo nemme 1.14 mosrygaem

E, (sup zazg . ) <

gGB

< sup g 5= <
geB

!
g\/anl|B|:\/21n./\/'(clx,F,w). (158)
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l
Baecw ||lgl| = (/2 ¢2(x;) < VI, Tak Kak pasmep o6JaCTH OIpe/ie-
i=1

JeHust HYHKIMN ¢ paBeH [, a 3HAYEHHs 110 aOCOTIOTHON BeJMUNHE
Or'paHUYEHbl €JIMHUIIEN.
Coennnsiem Bmecre nepasencrsa (1.57) u (1.58) u mosryaaem Hepa-

BEHCTBO
~ l
Ru(F) < <\/2IDN((;’I"’”) +a>. (1.59)

Tak kax HepasercTso (1.59) BbinosHeHo st 1106010 @ > 0, OHO BBI-
IOJIHEHO M 1T HUzKHel rpann 1o « > 0. OTciona mosrydaeM HepaBeH-
crBo (1.55). Teopema jokasana. A\

13 Teopembr 1.14 oueBmIHBIM 0GpPA30M BBITEKACT AHAJOIHYHOE
HEPaBEHCTBO MEXK/Ly CPEJIHUM 0 PajieMaxepy ¥ 9uc/IOM ITOKPLITHUS.

Caencrsue 1.7.

Ri(F) < inf< 2nN(a, F,1) +a> .

@ l

Bousee nopobuo o cpegunx Pagemaxepa cu. B [9], [10], [26].

1.6. Bagauu n yrmpaXHeHUs

1. IIpoBecTn mostHOE JTOKa3aTENbLCTBO JeMM 1.4 u 1.5.
2. llycTp Z — nekoTopoe OeCKOHEYHOE MHOYKECTBO,

Pe(Z) = {A: AC Z&|A| < k}

— MHOXKECTBO BCEX €ro IOJMHOXKECTB, COAEpXKaIux He OoJiee k vJ1e-
MEHTOB, f4 — XapakTepuCTUIecKast (PYHKIIUsI MOAMHOXKeCTBa A, T.e.
dyuknus, papHas 1 Ha smemenTax A n 0 Ha 3/1eMeHTax ero JAOMOJIHe-
nus. Ilycrs Hy — Kiace Bcex xapakrepucTudeckux (yuknmii. Joka-
3aTh, 9T0 (byHKIWs pocta By, (1) y1oBIeTBOPSIET COOTHOIIEHUSIM

By, (1) =2
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mpul < k, u

B =3 (0)

1=0
upu | > k.
3. PaccmarpuBaercst MHOZKECTBO BCeX TOUeK Ha mtockocTu. Haiitn
snavennst Gyukiwn pocra By (2), By (3), Bu(4), ..., vae

a) H — MHOKeCTBO KJIaCCH(MDHUKATOPOB, TOPOXKICHHBIX BCEMU MPIMbI-
MU Ha IJIOCKOCTH ITPOXOJISIIMMEI Yepe3 HAYaJI0 KOOPIMHAT;

b) H — MHOXKeCTBO KJIaCCU(DUKATOPOB, OPOXK IEHHBIX BCEMU HPSIMbl-
MU Ha IJIOCKOCTH;

¢) H — MHOXKeCTBO KJ1accuduKaToOpOB, IOPOXK I€HHBIX BCEMH KPUBBIMI
2-ro TIOpsJIKa, 3-r0 MOPsSIKa Ha IJIOCKOCTH U T.JI.

4. TlpuBecTu nmpuMepb! KJaaccoB PyHKIUH-KIacCuDUKATOPOB, I
kKoTopbIX V C-pasmeprocTs paBHa 00. (Ykazanue: Pacemorpers Kirace
dbyuxmit F = {sign(sin(tz)) : t € R}. Jusa nupoussoabHOro ! mycrb
x; = 27107 i = 1,...,0, u &1,...,0; — IPOU3BOJIBHBII HAOOD 3I€-
menToB u3 {0, 1}, 3agaronmii IpUHAJIEXKHOCTh 9JIEMEHTOB T; JIBYM
KjaaccaMm pasbmenusi. JlokazaTk, ITO mpu

l
1 Z i

=1

6yzer BeiosHeHo sig(sin(tx;)) = 6; s Beex 4, rae sig(r) = 1 upn
r>0wusig(r) =0 upur <0 (cm. [37])).

5. PaccMmaTpuBaeTcss MHOXKECTBO BCEX TOUYEK HA IIJIOCKOCTH.

a) IIposepurh, uro VC-pasmepHocTh Kiacca F HHINKATOPHBIX
dyHKIINI, 33/JAHHBIX BCEMU BBIITYKJIBIMI MHOTOYTOJIbHUKAMU Ha, [1JIOC-
KOCTH, paBHA 00;

b) Ilposepurh, uro VC-pasmepHocTh Kiacca JF HHIXKATOPHBIX
byHKIMIT, 3aJaHHBIX BCEMU MHOTOYTOJHHUKAME HA ILIOCKOCTH, CTO-
POHBI KOTOPBIX IMapaJuIe/IbHbI OCSIM KOOD/IMHAT, PaBHa 4;

¢) Haiitu VC-pasmeproctsb Kiacca JF UHIAUKATOPHBIX (DyHKIUIL
3a/IAHHBIX BCEMU BBIIYKJIBIMU MHOTOYTOJIbHUKAMH Ha IIJIOCKOCTH C d
BepiuHaMu, e d > 3.

6. IoyunTs onenky 3) u3 Teopembl 1.5 JyIsi Kiacca Bcex JMHe-
HBIX (DYHKIUH KJIacCHMDUKAIINN.
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7. JlokazaTh, 9T0 peKyppenTHoe coorHorenne (1.23) nmeer perire-

Hue:
2l ecrm 1 < n,

(I)(n7l) = = -1
23 (7)) ecm 1> n.
i=1
8. Ilycte G — k-MepHOE BEKTOPHOE IPOCTPAHCTBO (DYHKITHI, OTIpe-
JeieHHbIX HA R", u 3a1aH0 QYHKIIMOHAIBLHOE IPCTPAHCTBO:

F={f: f(z) =sign(g(z)) : g € G}.

Hokazars, uro VC-pasmeprocTh Kiacca F He npeBocxomut k. (Yka-
aanue: IIpumep Takoro mpocTpaHcTBa J — KJIacC BCeX JUHEHHBIX OJ1-
HOpOIHBIX QyHKIMi Ha R™.)

9. ITycrb £ — KJ1ace Beex JTMHEHHBIX OIHOPOAHBIX GyHKImi f(Z) =
(w - &) raknx, uro ||w| = /(w-w) < A u ||z|| < R. Jokasars, 410

cpeagHee PaﬂeMaxepa 9TOI'0 KJjlaCCa MMeEET BEPXHIOIO OIECHKY:

Ri(L) < W

10. Ilyctp F — kjacc pyHKIHUi, 0TOOparKAOIUX HEKOTOPOE MHO-
KecTtBo X' B R U HPEaNoJioKUM, 9TO 3a/IaHO MOJMHOXKECTBO X =
{z1,...21}, tne z; € X. Torma X wnaswpiBaercss ncesdopaddesumoim
C TOMOIIBIO Kjacca JF, eC/ii CyHmIeCTBYIOT NeHCTBUTEIbHBIC YHCTIA
r1,...,T] Takme, 9T0 s Kaxkmoro F C X cymectByeT (byHKIMSA
fe € F, nus koropoii fg(x;) > r; upu x; € E u fg(x;) < r; upu
x; ¢ E, 1 < i < [. ToBopum, 910 71,...,7] — CBUAETEJN Da3iese-
nus. [o onpenesnenuto neesdopasmeprocms Pdim(F) knacca F pas-
Ha pasMepy caMoro OOJIBIIOTO 10 KOJUIECTBY 3JIEMEHTOB MHOXKECTBA
X, 1ceBIOpa3IeIMMOro ¢ IMOMOINbIO Kiacca dyukiuit F. lokazaTrs
CJIEJIYIOINME CBOMCTBA IICEBIOPA3MEPHOCTH:

(a) Onpenennm By(x,y) = sign(f(z) —y), rne f € F,x € X u
y € R. llycrs Br = {By : f € F}. Hdokazare, uro VCdim(Br) =
Pdim(F).

(b) IIycts 0 : R — R — npousBoJibHasi HeyObIBaromas ByHKIHsI
uo(F)={o-f:feF} Torna Pdim(c(F)) < Pdim(F).

(c) Hust Beex v > 0 fat z(y) < Pdim(F).
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(d) Ecau koneunoe MuOXkKecTBO X IICEBIO-PA3/IEINMO, TO CYyIIE-
CTBYET 7y TAKOe, 4TO JJIsd BCeX ¥ < Yo, X SBJISAETCS Y-Pa3IeJMMbIM

(Vrasanue: domyctum, 9410 KOHeUHOe MHOXKecTBO X = {z1,...,2}
[ICEBIOPA3/IEJIIMO C IIOMOIILIO Kjacca JF CO CBUJACTEISIMU T1, . .., T].
Oupenenum

Yo = %min{rz‘ — fe(r:);1<i<LECX, fp(z;) <ri}

Torma ayist 106010 v < Y9 MHOKECTBO X SIBJISIETCS Y-Pa3IeJIMMbIM. )

e) omyctnm, 9T0 KJ1ace BEMECTBEHHBIX MYHKIWIA F 3aMKHYT OT-
HOCHUTEJIbHO YMHOXKEHUsI Ha KOHCTAHTBI. 'TOr/a Jijist BCEX MTOJI0KUTE b=
HbIX quces v oyaer fatr(y) = Pdim(F); em. [7].

(f) Pdim(F) = lim fat £(7).

¥—0

(g) Ilyers F — kijacc BeeX JIMHEHHBIX OJHOPOJHBIX (DyHKIMI
f(w) = (w- ), tue z,w € R™. Torna Pdim(F) = n.

11. /Tokazatn jemmy 1.9:

Sdim(F*) < fatyo(F),
Mo, F, X) < M(2, F*%, X),

e F C[0,1]%Y uwa > 0.
12. JTokazarb, 9T0 Jij1 TpUMeHeHus JieMMBI 1.13 B ToKa3aTe/ibcTBe
caejcrBust 1.6 u3 pasgena 1.4 MoxkHO B3sTh ¢; = 1/1 my1st 1106010 3.
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I's1aBa 2

MeTo onopHBIX BEKTOPOB

Sasiada KyraccuUKAIUA U PErPECCHE € TOMOIIBIO METOJA OIMOPHBIX
BekTOpoB — Support Vector Machines (SVM) umeer nesbio paspa-
OOTKY aJropuTMuvdeckKu 3PHOEKTUBHBIX METOOB ITOCTPOCHUS OITH-
MaJILHOW Pa3esIsioniell TUIIEPIIOCKOCTH B IIPOCTPAHCTBE IIPU3HAKOB
BBICOKO#1 pazmepHocTH. OUTUMAIBHOCTD TOHUMAETCS B CMBICJIE MH-
HUMU3AIMT BEPXHUX OIEHOK BEPOATHOCTU OIMMOKU 0000IIEeHMs.

2.1. OnTuMaJsbHas TATIEPILJIOCKOCTD

[TpesBapuTe/IbHO PACCMOTPUM CJIydail MOJIHOCTBIO Pa3/eIUMOil BbI-
6opkwu, T.e. CIydaii, Korjaa 00ydYeHre BO3MOXKHO IIPOBECTH Oe3 OmmnbOoK.

BeiGopra S = ((Z1,v1), (T2,92), ..., (T, y)), tne T; € R™ n
yi € {—1,1},i =1, ..., [, naseiBaercs pazdesumots (omodesumoti) ¢
IIOMOIIIBIO THIEPIIOCKOCTH (W« Z) — ¢ = 0, ecim CyIecTBYIOT BEKTOD
w eauHMIHON JymHbl (|w| = 1) u gucio ¢ Takue, 9To

(w-Z;) —c>0upn y; =1,
(w-%;)) —c<0upmy; =—1. (2.1)

B Tom ciyuae, Korja pasuessonias THIepIiockocTb (W - ;) — ¢ =0
CYIIECTBYET, OIpPeIeIIM

c1(w) = min(w - ;),

;=1
co(w) = m_ajcl(w - Tj). (2.2)
yi=
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ITo omupenenennio ¢i(w) > co(w). Kpome toro, ¢1(w) > ¢ > co(w),
€cJI THIEPIIOCKOCTh (W - ;) — ¢ = () paszzensier BBIGOPKY.

Oupenenum
c1(w) — ca(w)

2

Toraa p(w) = 2((c1(w) — ¢) + (¢ — c2(w)) paBHO HONOBUHE CYMMBI
paccTostHUiT OT OJMKAUIIIX CBEPXY W CHU3Y TOUEK 0 pasJiesstorieit
runepiuiockoctn (w-z) —c =0 (em. (2.1)).

Honycrum, aro uro BeIGOpKa S pasjenuMa, T.e. CYIIeCTBYET ¢ Ta-
KO€, 9TO BBIIOJIHEHO ycaoBue (2.1).

Makcumym HenpepbiBHO#i dbyHKImE p(w) Ha KommakTe {w : ||w]| <
1} cymecTByer. 11lycThb MAaKCHUMyM HOCTHUTAeTCs IPU W = Wy.

p(w) =

JIemma 2.1. ITycmo yrxasannvidi eviuwe marxcumym p(w) docmuea-
emes npu w = wg. loeda 2unepnaockocms (wo . i) — ¢y = 0, ade
co = (c1(wo) + c2(wp)), omdeasem ewibopky S u nazodumea mouHo
8 cepedume MmeHcoy OAUNCATUWUMY CEEPTY U CHUIY MOYKAMU NON0-
AHCUMENDHOT U OMPUUATNEALHOT HacTET BVOOPKU.

Zoxasameavcmeo. [eiictBurenbho, mpu y; = 1

(wo - ;) — co = c1(wo) — 1) ;CQ(wO) —

:q@w;Qm@>u (2.3)

Hpu y; = —1

Cl(’u_)o) + CQ(U_]O) _
2
Cl(u_)[)) — CQ(’LZ)())

= — 5 < 0. (2.4)

(wo - T;) — co < ca(wo) —

OcraBmiasicss 9aCTh JIEMMBI TPEIOCTABIISIETCST IUTATENIO B Kade-
crBe 3agaun. A\

Hazosem rumepmiockocts (W - Z) — ¢ = 0 onmumanvrot. s
9TOI MMIIEPIITIOCKOCTH CyMMa PACCTOSTHUIN OT GUIizKaiiimx K Heil (cBep-
Xy ¥ CHU3Y) TOYEK BBIOOPKH MAKCHUMAJIbHA CPEJM BCEX PA3JIeJIsIOIINX
S TUIIEPILIOCKOCTEA.
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Jlemma 2.2. Onmumaivhas 2unepniockocms — eQUHCMBEHHAA 2U-
NEPNAOCKOCTNG OAA KOMOPOT CYMMA PACCTMOAHUT 0M bAUHCATAUUT K
nel (ceepry u cHU3Y) Mouer ul0OPKU MAKCUMANDHA CPEOU 8CEX Pa3-
deasmowux S 2unepnaockocmetl, PacnosONCEHHBLT HA PAGHIT 0T HUL
PACCTNOAHUAL.

Jlokazamenvcmeo. Makcumym wo HenpepbiBHO byHKIMEI p(W)

Ha kommnakre {w : ||w| < 1} mocruraercst Ha rpaHuile, Tak Kak B
IPOTUBHOM CJIydae npu w* = Hggll 6bu10 OBl ||W*|| = 1 u p(w*) =
p(Wo) -

o], > P(10):

DTOT MAKCUMyM €JIMHCTBEHHBI, Tak Kak (pyHKius p(w) BOrHY-
Tast; ecau Obl ee MAKCUMYM JOCTUTAJICA B JBYX TOUKAX, JIEZKAIIUX Ha
rpaHuile KOMIIAKTa, TO OH JOCTHraJjics Obl U BO BHYTPEHHEH TOYKe,
YTO MPOTUBOPEYUUT TOJBKO UTO JOKAa3aHHOMY. A\

Hoxkaxkem, uro dyukius p(w) BoruyTas. st 9T0oro Hajo mpose-
PHUTH, YTO

pO + (1 — N)ai) = Mp(@) + (1 — MA\(@) (2.5)

st Bcex 0 < A < 1 u w, 4, JexXamux B eIMTHUIHOM IIape.
NnmeroT MecTo HEpaBEHCTBA

min(f(7) + g(i)) = min fG)+ min (i),

el
rgléaIX(f (1) +g(i)) < max f (i) + rglealxg(i) (2.6)

JIJIST TIPOU3BOJIBHBIX (hYHKIUH f U g m MHOXKeCcTBa 1.
ITo onpenenenuio

= mir%()\(w T+ (L= N)(u-x5)) >
Yi=
> Amin(w - Z;) + (1 — X\) min(@ - ;).
yi=1 y;=1



AHajiornuHoe HEPABEHCTBO MMEET MECTO JIJIT MAKCHUMYMOB.

BoruuranueM cOOTBETCTBYIOMINX HEPABEHCTB ITOJIy4YaeM HepaBeH-
creo (2.5). A

PaccMmoTpum sKBUBaJIEHTHOE OIIpeieIeHIue ONTUMAIBLHON pas3 1esis-
foreit runepiiockoctu. Ha ocHOBe aTOrO0 omnpenesnenus OyneT paspa-
boTaH aszopummuvecku sdermuehoii MeTOL, IOCTPOECHUS OIITHMA/Ib-
HOI TUIIEPIJIOCKOCTHU B BUJIE 38/1a91 KBaAPATUIHOIO IPOrPaAMMUPOBa-
Hust. TOYHBIA aaropuT™, IOCTPOEHHBIN 110 9TOMY METOLY, OyAeT Ipu-
BEJIEH B CJIEJIYIONIEM PasJierie.

Haiinem BekTOp Wo 1 9ucyio by Tak, YTOOBI OBLIO

(Wo - Z;) +bo > 1 mpm y; = 1,
(wo - ;) +bp < —1 mpu y; = —1, (2.7)

e ¢ =1, ..., [, u BesmauHa ||wWpl|| OblIa ObI MUHUMAJIBHA [IPH STUX
OrpaHUYCHUSIX.

Teopema 2.1. Bexmop wy, ydosaemesoparowuti ycrosuam (2.7) u

UMENUWUT MUHUMAALHYIO HOPMY, Onpedessem ONMmuMaAbHYN pa3-
Wo
Nlwoll -

0eAANOWYI0 2UNEPNAOCKOCTVD € 6ECOEHLM GEKMOPOM W, = IIpu

IMMOoM,

1 1
p(wg) = max ((min(u_) - ;) — max (w - EZ))> = —
[of=1 \ 2 vi=1 yi=—1

Zloxazameavcmeo. Nmeem
s 1 W wWo 1
p(wg) = 5 (01 <_> — <_>> >,
2 [[aol| [[@o| [[@o|
Tak Kak 1o (2.7):
T, 1-b
Cl< ’Li)o > > e 0,
[[do| [[@o|

( W > < —1—bg
()] — NS — .
[[ o] [[@o|

1

Ocraercst nokazarhb, uTo p(wg) > HEBO3MOKHO. JlomycTuM mpo-

llwoll
TuBHOe. PaccMOTpUM BEKTOp W = p(wT,a;). Jlns Hero mmeeM HepaBeH-
0
CTBO
_ gl _
ol = 2L <y,
0
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Tak Kak ||wg| = 1.
Jokazkem, 4TO BEKTOD W1 y/I0BIeTBOpsieT ycsoBuio (2.7) npu by =
_c1(w1)+ca(w1)

5 . meem tipu y; = 1
-3 - o) Tl
1 % — %
_ (@ 7) - a1 (wg) + ?(wo)
p(wg) 2p(wg)
< c1(wp) _awg) +e(wg)

1 - - ¥ Tk
3(c1(wg) — ca(wp))  ea(wg) — ea(wp)
Cayuaii y; = —1 pasbupaercst aHAJOITIHBIM 00Pa30M.
Orcroza mosrygaeM IpOTUBOpeYNe, TaK KaK BEKTOD W] UMeET MeHb-
IIYI0 HOpMY, 4eM BeKTop w(. Ilosromy p(wf) = m
ITo BBIGOpY W Benmunna p(Wg) MAKCHMAIbHA

1
p(5) = max p() = ——.
O =1 ol
ITo Teopeme 2.1 Besmuuna p(wg) = m pPaBHA, PACCTOSHMAIO OT

OIMKAUIITIX TOUEK TOJOXKUTETbHON U OTPHUIlaTeIbHON JacTeil BHIOOD-
KU 10 ONTAMAJIbHOU T'MIIEPILIOCKOCTH

(- 7) — “L70) ! () _,

KOTOpasl PacloJIOKeHa Ha PaBHBIX PACCTOSHUAX MEXKJIY THUIIEPILIOC-

KOCTSIMHU
c1(wg) + co(wf)
2
OIITUMaJIBHO OI'PaHUYIHBalOIIMMU TOYKHU MOJIOXKUTEJbHON 1 oTpuna-

TeJLHON JacTeil BLIOOPKH.
Me! HasbIBaeM Beauduiy p(W;) 2eOMEMPUIECKUM KPAEM OUUOKU.
YpaBHeHne ONTUMAILHON THUIEPIIOCKOCTH TaK:Ke MOXKHO 3alli-
carb B BHJIE

(@5 - @) - = 41,

cl (ZI}Q) + c2 (71)0)

=0.
2

(wo - T) —
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2.2. AaropuTtM mocTpoeHusi OITUMAJJIbHOM’
r'ANepPILIOCKOCTH

B sTOM pasgene Mbl IpUBEIEM AJTOPUTM HMOCTPOEHHS ONTHMAJILHOL
IUIIEPILIOCKOCTH.
Be rpymmbl ycioBuit (2.7) 3anummem B Buje

yi((w-z;) +b) =1 (2.8)

mpu i =1, ..., [.

CoryacHo pe3ysbraTaM IMPEeIbIILYINero Pas3jiesa, JAJis HaX0XK IeHIs
OLTUMAJIBHON THIIEPIIOCKOCTH MbI JIOI?KHBI MEHIMU3UPOBATH HOPMY
BECOBOrO BekTOpa ||w|| mpu orpanmdenusx (2.8).

B paszese 2.10 (mmrke) yKa3aHo, 9TO Jisl PEIIEHNsT KBAIPATHIHON
3aJa49M OIITUMUH3aII

!
(w-w) = Zw? — min
i=1

npu orpanndeHusix (2.7) (MaM SKBHUBAJIEHTHBIX MM OTrDaHUYICHHSIX
(2.8)) cocraBuM JlarpaHKHAH

l
L(®,b,a) = %(w o) =S a0 3) + ) - 1), (2.9)
=1

roe «; > 0 — MHOKHUTen Jlarpamxa.

st Toro, 4Tobbl HalTH CEIJIOBYIO TOUKY JjarpaHxkuana (2.9),
HEOOXO0AUMO MUHMMU3APOBATL €ro 10 IIePEeMEHHLIM W U b, a 1ociie
9TOr0 MAKCUMHM3MPOBATDH 10 MHOXKHUTESIM JlarpaH»ka Mpu yCIOBUIX
oa; =20,i=1, ..., [

Heobxoanmoe yciioBre MEHUMYMa, JIArPAHKUAHA, TMEET BHJL

dL(w,b,a) Z’ o
8/117 v =1 azylxl N 0, (2.10)
OL(w,b,@) -
20 Z“ iy = 0. (2.11)
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Us (2.10) - (2.11) caenyer, uro
l
w = Z oGYiTi, (2.12)
i=1

l
> aiyi =0. (2.13)
=1

IMoacrasum (2.12) B (2.9) u monoxkum W(a) = L(w, b, @). C yuerom
(2.13) mosyunm

l l

_ 1 o

W(a) = Zai b Z a0y (T - ). (2.14)
i=1 ij=1

Jljist HaXOXKJIeHUsl ONTUMAJIBLHON THHEPIIOCKOCTH HaM HaJ0 MAaKCH-
musupoBaTh (yHKImo (2.14) upu yciaousx (2.13) u a; = 0, rue
i=1, ..., 1

[Tycth MakcUMyM JIOCTUTACTCS MPU O = a?, i=1, ..., l. Torma
pellenne 3aa91 IOMCKa ONITUMAJIBHOM THIIEPILIOCKOCTH UMEET BH/L

l
=1
[Ipu sTom
min(wo - T;) + max (wo - T;)
by = yi=1 yi=—1
2

OnrumasibHble pereHust Wy U by JOJKHBI YJIOBIETBOPATD YCIOBUSIM
Kapyma-Kyna—Taxkkepa

a?(yi((wo . i’z) + b) — 1) =0 (2.16)

mpui =1, ..., L.

Otcioma crefyet, 9To o > 0 MOXKeT GBITh TONBLKO IS TeX 4, JTst
koTopbiX y;((wo - Z;) + bo) —1 = 0, T.e. U1 T€X BEKTOPOB, KOTOPbIE
JIesKaT Ha TUIEPIUIOCKOCTSX (Wq - T;) + bg = £1. Takue BekTOpHI Ha-
3BIBAIOTCS ONOPHLLMU BEKTOpaMu (support vectors). BekTop Becos wy
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Puc. 1.1. OHOprIe BEKTOPBI PACIIOJIOZKEHbI Ha I'PAHUYIHBIX T'HIIEPIIJIOCKOCTAX

Hll/IHQ

IpejcTaBsieT cob0il JTMHENHYI0 KOMOMHAIINIO OIIOPHBIX BEKTOPOB Zj,
s=1, ..., k, nme k — 9uCI0 OMMOPHBIX BEKTOPOB:

k
T — 0, =
wo = G Yi T,
s=1

OnrumaJsbHast THUIIEPIIJIOCKOCTb UMEET BUT

k
Z a?syis (i‘is . {E) + by = 0. (2.17)
s=1

OcrajibHble, He OIOPHBIE, BEKTOPHI, MOXKHO HE ITPUHUMATH BO BHUMA-
HUe, HAlIpUMepP, UX MOXKHO U3MEHUTD, IIPX 9TOM OITUMAaJIbHAas I'Alep-
IIJIOCKOCTb HE U3MEHUTCH.

93



HpI/IBe,ZLel\I TaKzKe HEKOTOPbIE COOTHOIMIEHM C OITOPHBIMI BEKTOPa-
MHM:

k
l[wol|* = (wo - @o) = Z af of yi,vi, (i, - Tiy), (2.18)
s,q=1

a TaKzKe

k
_ L
w(@) =Y af - §||w0||2-

$,q=1

Cymmupyst (2.16), nosayaum

k k K

0 - - 0 0
Dy (@o- i) +bo Y ol yi, = al.
s=1 s=1 s=1

ITo (2.11) Bropoe ciraraemoe 31oit cymmbl pasro 0. Orciosa, UCHoJIb-
3ys (2.18), nomyaaem

k
doad =" alal yi i, (3, 3,) = |lwol*.
s=1 s,q=1
ostomy W(al) = 3||wo||?. Nneem Takxe

1

7k .
> oy
s=1 ?

2.3. OneHKa BeEpOSITHOCTH ONIMOKU 0O0OOIIeHns
Yyepe3 YHCJI0 OIIOPHBIX BEKTOPOB

[@ol| =

Britmie 65110 TOKA3aHO, 9TO ONTHMAJIBHAS PA3/IEISIONAsT THIIEPILIOC
KOCTB OITPEJIEJISIeTCST He BCEMU BEKTOPAME BBIOOPKH S, & TOJIBKO OIOP-
HBIMHU BEKTODAMI.

MoxkHO paccMaTpuBaTh IEpexo]l OT BBIOOPKU S K pasjiesisitonieit
runepiiockoctu p(S) Kak cxemy cxkaTusi ”HGOPMAIUH, COePKaIleii-
cst B BBIOOpKE S.
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He6oubImoe 1iesIo OMopHBIX BEKTOPOB 1 X MPU3HAKOB S OIpe/Ie-
JISIET TY YK€ THIEPIIOCKOCTD, YTO U BCsl BBIOOPKa, S, T.€. ,0(5’ ) = p(S).

HomycruMm, 910 paszmep S paBen d. Bcero mmeercst ( d) TTOJIMHO-
JKECTB HWHJIEKCOB 3JIEMEHTOB BbIOOpKU. Karkjgoe Takoe IMOIMHOYXKe-
cTBO onpezienger GyHknuio Knaccudburanmn hg. g kaxaoi takoi
dbynkun Kinaccuduxauun hg BEpOATHOCTH TOTO, YTO OHA COIJIACO-
BaHa C OCTAJbHBIMH [ — d TOYKaMU, HO UMEET OIIMOKY 0000IIeHns
Gobie €, orpanuuena semannoi (1 — €)'~ < exp(—e(l —d)). Torma
BEPOATHOCTD TOTO, UTO Kakas-HUOY b QyHKINA Knaccudbukanun hg,
[IOCTPOEHHAS C TOMOIIBIO CXEMBI CYKATHS 10 MTOJIMHOYXKECTBY pa3Mepa
d, corjlacoBaHa ¢ | BEKTOpaMU U UMeeT OIMUOKY 00OOIeHusT OOJIbIIIe
9eM €, OrpaHUYeHa BEJTUINHOMN

(l ;d) exp(—e(l — ).

Taxum 06pa3oM, MBI TOKA3aIU TEOPEMY

Teopema 2.2. [lycmo 3adana HEKOMOPAA CTEMA CHCAMUA UHPOD-
mavuu p(S). Toeda dasn a0bozo pacnpedeaenus eepoammocmets P na
X x{—1,1} u.moboz00 < § <1 ¢ sepoammocmuio 1—3§ na caywaiinod
evibopke S pasmepa | dynryus xaaccupurayuu hg, nocmpoennas c
NOMOULHIO CTEMDL CHCAMUS NO NOOMHONHCECTNBY 68b00pKY pasmepa d,
umeem owudxry 060bwenus He bonee

errp(hg) < ﬁ (dln <Zl> +ln (é)) |

W3 510l TeopeMbl ciieiyeT, 9To mpu d > 2 W IPH JOCTATOIHO
oosbmux [

dinl
ha) < —,
errp( S) 4

rjie d — 9uCI0 OIOPHBIX BEKTOPOB.
2.4. SVM-MeToa B IPOCTPAHCTBE IIPU3HAKOB
Bagana Boibopka S = ((Z1,v1), (Z2,y2), ..., (&1, y1)). Merog SVM

OCHOBAH Ha CJIe/yIOleil ujaee. BeKTOPbI BHIOOPKA X1, . . . , T, IPUHAI-
JIeyKaIlue MPOCTPAHCTBY R™, 0TOOpaXKaioTcss B IPOCTPAHCTBO OoJiee
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BBICOKOIT pasMepHOCTH — IPOCTpaHCTBO mpu3Hakos (feature space) c
[IOMOII[HI0O HEKOTOPOI'0 HEJIMHEHHOrO 0TOOpaskKeH!sT, BLIOPAHHOI'O allpy-
opu:

z= (21, ..., Tn) = $(Z) = (01(2), ..., ¢n (1)) (2.19)

[onyaaem BekTOpbI G(Z1), ..., ¢(Z;) B MPOCTPAHCTBE NPUIHAKOB
RN,

Bamernm, uro orobpaxkemnue (2.19) MokeT OLITH HEOOPATHMBIM.
Hcxomoe mpocTpancTBo R™ IepexopuT Ipu oTobpazKkenun T — ¢(T)
B HEKOTOPOE MOIMHOYKECTBO IPOCTPAHCTBA MPH3HAKOB R .

B npocrpancree RY 6yaer crpouThes onTUMAIBHAS THIIEPILIOC-
KOCTD, Pa3/Ie/IAomas BeKTopbl ¢(Z1), ..., ¢(T;).

ITpumep. Jlomycrum, 910 JiJist KJIACCUMDUKAIMN JAHHBIX B N-
MEPHOM IIPOCTPAaHCTBE UCIIOJIB3YyETCA ITOJIMHOMBI BTOpOfI CTEeIIeH OT N
nepeMeHHbIX. Torma MOXKHO PaCCMOTPETDH CJIEAYIONLYIO KOHCTPYKIIUIO.

BBomuM HOBBIE TIEpEMEHHbBIE B IIPOCTPAHCTBE IIPU3HAKOB

lexla"'vzn:xnv
2 2
Zn4+1 = L1y -+ R2n = Ty,
2n+1 = 122, .., ZN = TpTp—1-

)

-1
Bcero nmeerca N = 2n+ n(nT TaKuX IepeMennbix. TakuM o0pazom,

MBI IIOCTPOWJIA HEJINHEIHOe 0TOOparXkKeHne
T=(x1, ..., o) = O(T)=2= (21, ..., 2N)

npocrpancTa R"™ B mpocrpanctso RY.
[Ipoobpazom pazmesisonieil ruepIIOCKOCTH B IPOCTPAHCTBE IIPH-
snakoB Z = RN

(w-2)+b=0

npu orobpaxkeHun T — ¢(T) = Z SABJsIETCSA MOBEPXHOCTH BTOPOIO
MOPSIIKa B UCXOTHOM IpocTpaHcTBe R :

~ N
(@-¢(2)+b=> wizi+b=

i=1

n 2n N

_ E E 2 E _

= w;Ti + w;T; + Wik, Tk, + b=0,
=1 i=n-+1 1=2n+1
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rze (ji, ki) — mapa HATYpAJIbHBIX YHCEJ C HOMEPOM i B KaKOW-HUOYIb
B3aUMHO OJHO3HAYHON HyMepallii BCEX Iap HATYpPaJIbHBIX YHCE]I He
OOJIBIIIE N.

Paccmorpum Terepnb obruit coryuait. [lycrs 3ajan0 oTobpaxkenue
(2.19)

¢(@) = (01(7), ..., on(T))

HCXOIHOTO IpOoCTpancTBa K™ B IPOCTPAHCTBO IIPU3HAKOB
N > . ;—
RY ={z=(z1, ..., 2n):z €ER,i=1, ..., N}.

B koopaumHarax 9T0 0TOOparkeHHe 3alllCBIBAETCH B BHJE 2j = ¢;(T),
j=1,..., N.
DJ1IeMeHTBI BBIOOPKH Z1, ..., Zj UCXOIHOIO IIPOCTpaHcTBa R 1e-
pexonar B BekTopa ¢(Z1), ..., ¢(Z;) npocrpancrsa npusHakos R .
Wcnonb3yss MeTOJ IIOCTPOEHUS PAa3JIe/IsIOneil MUIepIIOCKOCTH,
U3JI0’KEHHBIN B paszjiesie 2.2, TOCTPOUM I'MIIEPILIOCKOCTh B IIPOCTPAH-
crBe npusHakoB RY :

N
> wjz+b=0, (2.20)
j=1

Pa3Ie/IAIONLYIo BeKTOPBI ¢(Z1), ..., ¢(Z;).

OTa UHepIIOCKOCTh UMEET CBOUM IIPO0OPA30M B IIPOCTPAHCTBE
R"™ B 0b6IIEM CIydae HEJIMHEHHYIO TIOBEPXHOCTh

N
D wigi(x) +b=0. (2.21)
j=1

Ucnonb3yst npeacrapienne (HyHKINNA KJIACCU(PUKAIUA B IBOM-
CTBEHHOI hopMe, IpeCTaBUM BEKTOD BECOB pa3essioneil Irumep-
IJIOCKOCTH B IIPOCTPAHCTBE IIPU3HAKOB B BHJIE JIMHEHHOW KOMOMHAIIIT
OTIOPHBIX BEKTOPOB U3 MHOXKecTBa {@(T;) : af > 0}:

!

=1
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B koopamHaTax 3TO mpeacTaBiIeHNe MMeeT BUT

l
— 0 7
wy =3 alyiey (&) (2.22)
=1
npu j = 1,...,N. Hucno ciaaraeMbIX B 9TOU CyMMe HE 3aBHUCHT OT

Pa3MepHOCTH IIPOCTPAHCTBA TPU3HAKOB.

[Mogcrasum (2.22) B (2.21) 1 HOIy9IUM BBIpasKeHUE JJIsi HEJIMHEH-
HOI TIOBEPXHOCTH, KOTOPAas sIBISIETCs ITpooOpas3oM B mpocTpaHcTee R
pa3Iessonell TUIePIIOCKOCTH, MIOCTPOEHHON B IPOCTPAHCTBE IIPHU-
snaxkoB RY :

N
Z wjd)j(:i‘) +b=
j=1

N
:Z Zo‘?yi?ﬁj(@) ¢;(Z)+b=

=Y alyK(z,2;) +b=0, (2.23)

rje
K(z,7) = (¢(2:) - $(T))- (2.24)
Takum obpa3oM, Bce pacCcyKIACHUS Il TUTIEPILJIOCKOCTEN B IPOCTPaH-
ctBe R" TOAATCS W JIJTsT HEJUHEHHBIX MTOBEPXHOCTEH B TOM YKe TIPO-

CTPAHCTBE, eCJIN Mbl 3aMEHUM CKaJIsipHOE IIpou3BejieHne (T;-T) B JBOii-
CTBEHHOM IPEJICTABJIEHNH ONTUMAJIBHOI rumepiiockoct (2.17) :

k
Za?yi(@- . .f') +b6=0
s=1
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na dynknuio K (Z;, T), KoTopas 3a1aeTcs BbIpaxkenueM (2.24) u ko-
Topas OyJeT Ha3bIBATLCS A0POM.
OTMeTnM, 9TO BLIMACICHUE HEJUHEHHON DyHKINN

l
f@) =Y alyK(z;,z)+0, (2.25)
=1

coorBercrByfoleil runepiiockoctu (2.23) Tpebyer Beero | onepariuit
U He 3aBUCUT OT padMepHocTu N TPOCTPaHCTBa Mpu3HakoB. U3 aToit
dOpMyJIbI TaKXKe BUJIHO, UTO JJIsi ITOCTPOEHUsI HEJMHEWHOrO KJIac-
cuuKaTOpa B MCXOTHOM MPOCTPAHCTBe R ¢ MOMOIIHIO JIUHEHHOTO
KJIacCH(UKATOPA B IIPOCTPAHCTBE NMPU3HAKOB HAM HE HYKHO 3HATD
oTobpazkenne T — ¢(T), a JIOCTATOTHO TOIBKO 3HATh A1po K (Z;, T).

st perienust npsiMoil 3as1avu Kiiaccudukarmn GOpMaJIbHO MBI
crponM B ipocTpancTee RY MHIEPIIOCKOCTE, Pa3Ie/sonyio 0Gpassl

(E(jl)v ) &(fl)

BEKTOPOB T1, ..., I; BbIOOpku. Ilpm permrernn 3a/a9u MOCTPOECHMUST
ONTUMAJILHOI TMIIEPILIOCKOCTH HAM HAJ0 PEIIUThb JIBOHCTBEHHYIO 3a-
Jady — MaKCHMu3upoBaTh GyHkmio W(a), 3a7aHHy0 BhIpasKeHIEM
(2.14).

OTa QYHKIH, C yIETOM OMPEIEIeHUs sIIpa, YIPOIIAETCS CIIeTy-
IOIIM 00Pa30M:

l l
1 TN T
W(a) = Zai ~3 Z aiajyiy; (6(T;) - p(Z5)) =
i=1 ij=1
l 1 l
= Z o — 5 Z aiajyiyjK(@,a’tj). (2.26)
i=1 ij=1

Takum 06pa3oM, JIJIsi HAXOXKJIEHUST ONTHMAJIBHON UIIEPIOBEPXHOCTH
(2.25), pazaensoreit BBIOOPKY ((Z1,91), -- ., (Z1,¥;)) B IpocTpaHCcTBE
R™, HAM HAJ0 MaKCUMU3UPOBATh HeJuHeiiHyo dyHkiumo (2.26) npu
yeaoBusix (2.13) mo; > 0,4 =1, ..., [. [Ipu s70M HaM He Tpebyercst
sHanne N-MepHBIX BeKTopoB ¢(Z1), ..., ¢(Z;), JOCTATOUHO 3HATH,
9TO UX MONApPHbIe CKAJISPHbIE IpousBeennst K (T, T;) BBIYUCIISIOTCS
C HOMOHIBIO SIZIPA.
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Ha mpaxTuke mogbupaioTcst sipa, I KOTOPBIX COOTBETCTBYIO-
asi TOBEPXHOCTb HAWJIY UM OOPa30M pa3iessieT 00YyUAIOIYI0 Bbl-
OOpKYy.

2.5. dnapa

B sTom pazmesie paccmoTpuM cBoiicTBa gaep 6osee mogpobmHo. IlycTn
X — IpoM3BOJILHOE MHOXKECTBO. B 00I1eM ciiydae oI sApoM MbI II0-
HUMaeM [pou3BoJibHYI0 dyHknuo K (z,y), orobpaxarmomyo X x X
B MHOKECTBO BCEX JIeHCTBUTENbHBIX Ynce] R, KoTopas MOXKeT ObITh
[peJICTaBIeHa B BUJIE CKAJISIPHOIO IIPOU3BEICHUST

K(z,y) = (¢(x) - o)), (2.27)

rie ¢ — orobparkenue MHOXKeCTBa X B HEKOTOPOE IIPOCTPAHCTBO IIPU-
3HAKOB, CHAOYKEHHOE CKAJISIPHBIM MTPOU3BEICHUEM.

Pazbepem HEKOTOpBIE NIPUMEPHI sAJiep, KOTOPLIE NMPUMEHSIOTCS B
MPAKTHIECKUX TPUIOKEHUSIX.

Hepserii npumep: K(z,7) = (Z-9)¢ wm K(zZ,7) = (- §) + )¢ -
MTOJIMHOMUAIBHBIE SIIpA.

n(n+1)
IIpumep. Paccmorpum orobpakenune uz R” B R~ 2

d_)(j') = ¢($1, s ,l’n) =
= (1,22, ..., 22, V2x120, ..., V2xp_12,).

Torna

K(z,9) = (6(2)-6(m) = 1+Y_afyi+ > 2wy = (14+2-9)°.
=1

ij=1,i<j

Honyuaem K (Z,7) = (1 + (Z - §))? — noamuoMuaIbHOE AP0 BTOPOTO
HOPSIIKA.

Qyuxius kiaaccudukamum (2.25), COOTBETCTBYIONAS ONTHMAIb-
HOI pa3esIsionieil I'MIEepIIOCKOCTH B IPOCTPAHCTBE IIPU3HAKOB, B
9TOM CJIydae mMeeT BUL

l
f@) =Y aly(1+ (z;-2))* +b. (2.28)
=1
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Hpyroit Bug saep omnpeaeasercs (pyHKIUSMHA, KOTOPBIE HMEIOT
sug K(Z,y) = K(z—y). Takas dyHKius nHBapUAHTHA OTHOCUTETHHO
pubaB/IeHUsI K T U § OJHOIO U TOI'O YK€ BEKTOpPA.

[Tycrs pasmeprocts paBHa 1 u dbyukuusa K(z) oupemenena na
[0,27]. B Takom ciiydae ee MOXKHO JIOOIPEJIEJIUTD JI0 TI€PUOJANIECKOT
hYHKIIUM U pa3IokUTh B PAaBHOMEPHO cxonsmuiics psag Oypoe:

K(z) = Z ap, cos(nzx).
n=0

Torna
K(z,y) =Kz —y) =

o0 o0
=ap+ Z an sin(nx) sin(ny) + Z an, cos(nz) cos(ny).

n=0 n=0
TO PO COOTBETCTBYET OTOOPAZKEHHIO
x — (1,sinx, cos z,sin 2z, cos 2z, ..., sin(nz),cos(nz), ...)

NCXOHOT'O IMTPOCTPaHCTBa B IIPOCTPAHCTBO ITPU3HAKOB.
B 3a/lavax perpeccuu HMnpoKO MHCIOJIb3YyeTCdA I'ayCCOBO PO

K(z,7) = exp(~ |z — gl*/o?).

layccoBo siyipo MOXKeT OBITH IMOJIyUeHO TpaHC(OpPMAaIlneil SKCIIOHEH-
[AAJBHOTO SAJIpa. DKCIOHEHIINATIBHDIE SJIpa — 3TO SAPO BUJIA

K(a,5) = exp((@ - 7) /o),

rie o > 0 — napamerp.
DKCIIOHEHITHAJIBHOE SIPO MOXKHO Pas3/ioKuTh B psiat Teilopa B Bu-
Jie HECKOHEYTHO CyMMBbI ITOJIMHOMUAJIBHBIX SIEp:

(@)
exp((@-v)) Zik[ .
k=

0
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DKCIOHEHTNATIHLHOE S/IPO TPAHCHOPMUPYETCST B TAYCCOBO SITPO CIIETY-
OIUM 00pa3oM:

K (u,)
K(u,u)K (v,0)
_ exp((@i - 7)/0?)
Vexp((@-a)/o?) exp((v - 0)/0?)

= exp(—la - v[*/20?).

B 3ajauax pacrmosnaBaHust TEKCTOB UCIOIL3YIOTCS sIIPA, OMpeie-
JIEHHBIE Ha, JINCKPETHBIX MHOXKeCTBaX. [IpuBeieM mpuMep Takoro siapa
U COOTBETCTBYIOIIETO MPOCTPAHCTBA TPU3HAKOB.

[Iycts = — koneunstit andasur. CI0BO s B 9TOM ajihaBUTE — ITO
IPOU3BOJIbHAS KOHETHAS MMOCIEI0BATETLHOCTE OYKB § = S$1 S2 ... Sp;
=* — MHO>KECTBO BCEX CJIOB B ajipaBUTE =, BKJIOYAsl IIyCTOE CJIOBO.
|s| = n — mmna ciaoBa s € Z*; numHa mycroro ciaosa pasHa 0.

[Tycts E™ — MHOYKECTBO BCEX CJIOB (IIOCTIEIOBATEIHLHOCTE! ) ITHHDI
n. Ilo onpenenennro =% = U2 (5"

[Tycrs Takke, st — 9TO CIOBO, MOMYUEHHOE KOHKATEHAIINEH CIIOB S
ut,sli:jl=s;sit1 ... Sj.

Ci10BO © sIBJIsSIETCsI TOJICJIOBOM (IIOJIIIOCIIEI0BATENHLHOCTBIO) CJIOBA
S, €CJIU CYIIeCTBYeT MOC/Ie/I0BATe/IbHOCTh UHIEKCoB 4 = (i1, ..., i)
takag, 9to 1 < i1 < -0 < oy < |s| m uj = s;; ana Beex
j =1, ..., |u]; Dro Takxke oboznavaem u = s[i|. Jmunoit moxmo-
CIIEJIOBATEIBHOCTH U B § HA3bIBACTCH IHCTO [(1) = i)y — i1 + 1.

Mpr mpesimosiaraeM, 9TO Ha BCEX CJIOBAX 38JIaH JIMHEHHBIN TOPSs-
JIOK: BCEM CJIOBAM MEHBITeH [JINHBI MPEIINTECTBYIOT CJI0Ba OOJIBITIEH
JUIMHBI, & BCE CJIOBa OJHOM JJIMHBI YIOPSIOUEHBI JIEKCUKOTpadmde-
cku. Torja MOXKHO PaccMOTpPETh HPOCTPAHCTBO NpU3HAKoB Fj, = R="
— MHOXKECTBO BCEX BEKTOPOB JIEHCTBUTENBHBIX UUCEN, MHICKCAMU KO-
TOPBIX SABJISIOTCS BCE CJIOBA JIJIMHBI 1.

OmpenennM 0TOOpaKeHne M3 MHOXKECTBA BCEX CJIOB B MPOCTPAH-
CTBO TIPU3HAKOB

¢"(s) = (Py(s) 1w € E"),
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e

gn(s)= > N0

iu=s[i|

npu 0 < A < 1, KoTOopoe mpeJcTaBisgeT COOON UnC/Ia BCEX BXOXKIE-
HMIl TOAIIOC/IeI0BATEIbHOCTER U3 N OyKB B IIOCJIEI0BATEHLHOCTD S,
B3BEIICHHLIC B COOTBETCTBUU C JJIMHaAMM 3TUX BXO}K,ZLGHI/II’I B S.

Torma cooTBeTCTBYIOIIEE CKAJIAPHOE ITPOU3BEIECHNE BLIYUC/IACTCS
CJIEIYIOIIUM 00Pa30M:

Ku(s,t) = Y (9li(s) - ou(t)) =

ucgEn
_ Z Z A Z NG =
UEE" jiu=s[i] Jru=slj]

=Y Y Y NeHG),

UEE" jiu=s[i] j:u=s[j]

[Tpu Takom 3amanum Berauciaenue siapa Ky (s,t) Tpebyer 60bIIOro
YUCJIa BBIYUCIUTENbHBIX orneparuii. CyIecTByIOT PEeKypPCHBHBIE CXe-
MBI JIJTsI BBIYUC/IEHUST TTOTOOHBIX CYMM 38 MPUEMJIEMOE TTOJTHHOMUATh-
Hoe BpeMms (cM. [15]).

Anpa Takoro THIA UCTTONB3YIOTCS MPU KJIACCU(PUKAIINN TEKCTOB.

BoJtee ogpobuo o syipax cm. monorpadmuto lonbkonda u Cmo-
abl [34].

TTostoxkuTeIbHO Olpe/ieIeHHbIE SAPA.

Mg GymeMm m3y4aTh sjipa CHEIUAJIBHOIO THUIA — IOJOXKHUTEb-
HO OTpesie/IeHHbIe siapa. 110 KaxKI0My TaKOMY sIIpY MOXKHO TIOCTPO-
UTH HEKOTOPOE KAHOHUIECKOE MMJIBOEPTOBO MTPOCTPAHCTBO IIPU3HAKOB.
[IpeBapuTebHO pACCMOTPUM IIPUMep U3 pasjena 2.4.

Mycrs dynxmus K (z, ) = (¢(Z) - #(T)) 3amana HEKOTOPHIM 0TO6-
parkeHHeM ¢ U3 eBK/INI0BA IIPOCTPAHCTBA R™ B €BKJIMI0BO HIPOCTPAH-
crBo mpusnaxos RY.

ITo onpenenenuto byuxnus K (Z,y) sBIseTCS CAMMETPHIHOI, T.€.
K(z,y) = K(y,%) nyst Bcex T u §. Kpome 91010, BBINOTHSIETCS €I1e
OJTHO BayKHOE CBONCTBO: JIsi JIIOOOM MOCTE0BATETLHOCTHA SIEMEH-
TOB Z1 ,..., T U JIIOOOH TMOC/IETOBATEILHOCTH BENECTBEHHBIX THCETT
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a1 ..., O

I !
Z i K (2, %;) = Z a;aj(o(Z;) - 9(75)) =
i,j=1 ,j=1

2

1 ! I
- Z @ip(%;) Zai(f;(ji) = Z%‘QE(@) > 0. (2.29)
=1 i=1 i=1

B obmiem carygae cchopmysupyem cBoiictso (2.29) B KadecTBe onpejie-
sgenus. [Tycts X — npousBosibnoe muoxkectBo. Oyukimsa K : X x X —
R HA3BIBAETCSI NOAOHCUMENLHO OnpedesehHol, eCiu it JTI000ro Ha-
06opa 2JIEMEHTOB 1 ,..., X U JIIOOOro HADOPA BEIIECTBEHHBIX THCEJI
Q1 ,..., ( BBIIIOJTHEHO

!
Z aiajK(xi,xj) = 0.
ij=1
Cormacno (2.29) bynxmusa K (Z,9) = (¢(7) - ¢()) aBasgercs monoxn-
TEJIbHO OIPEJICJIEHHOM.
Marpuna (K (z;, xj)é,j:l Ha3bIBaeTcss Marpuieii I'pama.
I'nnpbepTOBO MPOCTPAHCTBO, MOPOXK/IEHHOE BOCIPOU3BO-
OAIUM saapoM. ['mis6epToBo mpocTpaHcTBO H — 9TO JIMHEHHOE BEK-
TOPHOE MTPOCTPAHCTBO HaJ| TR ¢ 3aJJAHHBIM CKAJISIPHBIM ITPOU3BEICHUEM
(x - y) Ha ero smeMeHTax x,y € H U HOJHOE OTHOCHTEJIBLHO METDH-
K, oupejensieMoii Hopmoit ||z|| = /(x - ). IlosHoTa o3HAa4IaeT, UTO
KaxK1as1i (PyHIaMeHTaIbHAs TI0C/Ie[0BATE/IbHOCTD JIEMEHTOB H nMeer
peJiedt.
[Tycts X — HEKOTOpOE MHOXKECTBO U JF — rmjib0EpPTOBO MPOCTPAH-
crBo dyukmmuit f: X — R.
IM'unbbepToBO MpocTpancTBO JF HA3LIBACTCH NPOCMPAHCMEOM, NO-
pootcdenmvim socnpoussodawsum adpom (RKHS — Reproducing Kernel
Hilbert Space), eciu jyist kaxkoro x € X jinHeiinblii hyHKIHOHA

f= fx)

sIBJIsIETCST HenpephIBHBIM. [1o Teopeme Pucca—®@urtiepa Kark abIit Hempe-
PBIBHBI JIMHEHHBIH (DYHKITMOHAJ HA THJILOEPTOBOM IIPOCTPAHCTBE MO-
2KeT ObITh MPECTABJIEH B BUJIE CKAJISIPHOTO TPOU3BEICHUS HA HEKOTO-
pbIit s7emeHT 3Toro npocrpanctsa. [lostomy B RKHS myia kaxioro
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x cymectByer dyuknusa K, € F rakas, aro f(z) = (f - K;) as Bcex
f € F. Takum obpasom, ompeueseHo orobpazkenne ¢ : X — F, e
®(z) = K, s Beex .

VMeeT MecTo CBOWCTBO 60cnpouscodumocmu — Jobas (PyHKIMs
f € F upencrapiena B BUJIE:

flx) = (f-@(x))
st BeeX x. Bocnpouseodswee s0po ompeessiercs: Tak:
K(z,y) = (®(x) - ®(y)) = (K - Ky) = Ko (y) = (Ky - Ky) = Ky(x).

[pocreitmuit mpumep RKHS M0KHO TOCTPOUTH ¢ MOMOIIBIO 0TOOpa-
xernst ¢ @ R™ — RN, Ilyers F — mpocrpancTtBo GyHKImM BIa
f(@) = (0-¢(2)), rne z € R™, w € RN u (w-w') — ckanapuoe npousse-
nerne 8 RY. Hopma dbynxmun f onpesenserca kax || f|| = ||@|], a cka-
asipaoe npousseenne dbyukuit f(Z) = (0-¢(Z)) u g(x) = (0’ - P(T))
onpezensiercs kak (f - g) = (w - w').

Torga serko Buzgerh, uro orobpaxkenune f — f(Z) = (w - ¢(Z))
SIBJISIETCSI HEIPEPBIBHBIM OTHOCHTEJILHO Takoil HOpMbI f. Bocmpons-
Bogstee siipo ectb K (Z,7) = (¢(Z) - ¢(y)). Kpome sroro, uz f(y) =
(-6(@)) u K=(5) = K(29) = (4(z), $(5)) m0 onpenerenmo camp-
Horo npousseienust caenyer (f - Kz) = (w- ¢(z)) = f(Z).

s npomssonbroro RKHS mmeer mecro mepasenctso |f(x)] <
V(K (z,2))||f||. Deiicreurenbho, no nepaBerctBy Komu—ByHskoBckoro
MMeeM

[f (@) = [(f - Ka)| < V(Ke - K[| fI| = V(K (2, 2))[| f]

Takoke BBIIIOJIHEHO HEpaBEHCTBO

[f1(2) = fa(2)| < V(K (2, 2))[[f1 = f2ll

st obbix f1, fo € F u x € X. Orcioga cienyer, 9T0 eC/in Io-
CJIeTIOBATEIbHOCTD (DyHKIMEA f, cxomurTcs K HeKOoTopoit dyHKIun f
no mopme RKHS F, To mmeer mMecTo M IOTOYEYHAsl CXOAUMOCTD:
fn(x) = f(x) mna xaxmoro z € X.
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C apyroit CTOPOHBI, MO KaXKJAO0W CHUMMETPUIHON IMOJOKUATEIHHO
ompeesiennoil yukuun K (x,y) MOXKHO ONpPeJEIUTh HEKOTOPOE Ka-
HOHUYECKoe PYHKITMOHAILHOE THIEOEPTOBO IIPOCTPAHCTBO JF, JJIst KO-
TOPOI'O OHA SIBJISIETCSI BOCITPOU3BOISIIIAM SJIPOM.

Ompenenum orobpazkenue ® : X — RY u3 muoxkecrsa X B MHO-
2KecTBO Beex pyuknumii u3 X B R:

O(x) = K(x,-) = K.

ITo oupenenennto K, — s1o dyHukIiws, st koropoit K (y) = K(x,y)
st Beex y. OmnpesienuM JuHEHOE TTPOCTpancTBO JF1 (bYyHKIMIA, 1m0-
POKJIeHHOE BCEMU JIMHEHHBIMU KOMOUHAIISMI

=1

rae n, a; € R u x; € X — upousBosbable. Onepanun CyMMa U yMHO-
JKEeHUe Ha KOHCTAHTY OIPENE/IsIIOTCs CTaHIapTHBIM obpaszom. Otpe-
n

JIeJIAM  CKaJISIpHOe IIpom3Besienne aByX Gyuxmumii f = > oKy, u

g—zﬁj 2 B BUJIC

(f g Zzazﬁj I'Z, ) (2.31)

=1 j5=1

JIerko mpoBepUTDH, ITO BHIPAYKEHNE (2.31) MO2KHO TIPEJICTABUTH B BUJIE

(f-g9) = il Bif(x}) mma (f - g) = Z a;g(x;). Orcrona caemyer, 9To
iz

BeIpazkenue (2.31) ompejesieHo o;LHosHaqu U HE 3aBUCHT OT IIPeJI-
crapierus dyHkiuit f u g B Buje auHeitHbix kombunaruii. OTciona
Takxke cyejyer, uro dbyukuus (f - g) sBisiercst GuinHeRHoi o f u g.
Omna Takxke cummerpuanas: (f - g) = (g - f) mus Beex f,g € Fi. Ona
TaK2XKe SIBJISIETCS TOJOYKUTETHHO OMPEIEIEHHOM.

[IpeBapuTEILHO 3AMETHM, UTO

(f-f) = ZZaZaJ (z5,2;) > 0.

=1 j=1
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VaureiBasg 9TO CBOWCTBO, MOIydaeM, 9TO JJjist JiIo0oro Habopa yHK-
uuit f1,..., fpmwHAOOPA O ..., Oy € R KO03PduIueHTon Oyner Bbi-
[IOJTHEHO YCJIOBHE MOJIOXKUTEIBHON onpeaesennocT dyaknuu (f - g):

SN aiai(fi- ) =D aifi- > aifi | =0
i=1 =

ij=1j=1

ITo ceoiicrBy (2.31) Bbimoaseno f(x) = (f - K) u, B yacruocru, (K, -
K,) = K(z,y) nis Bcex 1 y.
U3 srux ceoiicts u u3 cBoiicria (2.30) Takzke cieimyer, 4To

[f(@)]* =1(f K2)I? < K (2, 2)(f - f)

st f € Fi. B uacrnocru, us (f - f) = 0 caenyer, aro f(x) = 0 mis
BCEX .
Amnasornano

[fi(2) = f2(2)] < VK (2, 2)[[ fr = fall (2.32)

JLJIST fl, fg € Fi.

Oyuxius ||f]| = +/(f - f) ABasgercss HOpMOIA, TaK Kak OHa OIpe-
JleJieHa 110 CKaJISIPHOMY IIDOU3BEIEHUIO.

ITocTpoennoe uHETHOE HOPMHPOBAHHOE IPOCTPAHCTBO J| BCex
JMHeRHbIX KoMbuHarmii (2.30) He siBisieTcst OJHBIM. PaccmoTpnm mo-
IOJTHEHNE 3TOI0 HPOCTPAHCTBAa OTHOCHTEIBHO €r0 HOPMBI JI0 ITOJIHO-
ro merpudeckoro npocrpancrsa F. ITo coitcry (2.32) ayist Jiio6oi
PyHIAMEHTATBLHOM TOCIEIOBATEMLHOCTH (DYHKINN f1, fo, -+ € F1 &
/110000 = BBIIIOTTHEHO

[fn(@) = fm(2)] < VE (2, 2)[| fn = fml

Jist Beex m, n. [losromy st Ji060ro @ 1moc/ieoBaTe/IbHOCTh IUCe)
fi(z), fa(x), -+ € R Taxxke siBiasercs GyHIAMEHTAIBHON U MBI MO-
KeM orpeeinTb GyHkimo f(r) = nh_}rgo fn(x) nyst Beex x € X. Ta-
KM 06pa30M, MbI HOJIy9aeM PaclImpeHne npocTpaHcTBa Fi J0 1mpo-
CTPaHCTBA F.

TakzKe ompenenM CKaJIIPHOE POU3BeIeHNe Ha J

(f ) g) = nh—{go(fn : gn)a

107



e fi, fo,... m g1,92,... — HEKOTOPBIE (DyHIAMEHTAJILHBIE TTOCJIEI0-
BaTeabHOCTH U3 JF1, cxonsmmecd K f, g € F, coorBercrBenHo. Herpy-
HO J0Ka3aTh, UTO MPEJEJ CYIIECTBYeT U He 3aBUCUT OT BbIOOpa (pyH-
JaMEHTaJILHBIX IocjefoBaTebHocTei f1, fa,... 1 g1, go,.... MoxHO
TaK»Ke II0Ka3aTh, YTO HPOCTPAHCTBO JF sBJISIETCS IIOJIHBIM B HOPME,
[IOPOXK IEHHOM CKaJIsIpHBIM ITpon3BegenreM. CBOMCTBO BOCIIPOU3BOIN-
MOCTH TaK»Ke UMEET MECTO U3 OIPEJEJICHUs] CKaJIsIPHOI'O IIPOU3BE/Ie-
HUs B F:

f(x) = lim f,(x)

n—00 - nh—>ngo(fn . Kx) - (f ‘ Kx)
Boitee nogpobroe uznoxkenne teopun RKHS moxkHO HaiiTun Ha BEO-
crpanure [24] a Takxxe B pabore [8].

[Tonydennoe mpocTpaHcTBO J HA3BIBAETCH KAHOHUMECKUM 2UAb-
b6epMmoBHIM NPOCTNPAHCTNEOM, TTOPOZKJIEHHBIM BOCIPOU3BOJISAIINM 71
pom K(z,y).

Hpyrue cBoiicrBa RKHS mpescrasiienbl B Bujie 3a71ad B pasjie-
Jge 2.12.

Tayccoso sapo K (Z,3) = exp(—||z — g||*/0?) asasercs nomnoxu-
TEJILHO OIIPEJIEJIEHHBIM ¥ ITO3TOMY IO HEMY MOXKHO OIIDEJIEJUTH Ka-
HOHHUYEeCKoe ruibbepToBo npocrpanctso RKHS u coorBercrBytoriee
0TOOpaXKeHNe B 3TO IPOCTPAHCTBO.

Teopema o npezacraBureste. Teopema o npejcrasurese (Repre-
senter theorem) mokaspiBaeT, YTO pelleHMs! IIPOKOTO KJIACCA OLTH-
MU3AIMOHHBIX 33/1a9 MOXKHO IIPEJICTABUTH B BUJE JIMHEHHBIX KOMOM-
HalWii 3HAYEHUN sijiep B TOYKaX obydaromnieil BLIOOPKU. JTa TeopeMa,
GbL1a gokasana Kuvesbgopdom n Bax6oit [25]. Cum. Takxke [34].

Teopema 2.3. [lycmov X — nexomopoe muoocecmso obsexmos u S =
((x1,91) 5., (T1,91)) — obyuarowasn ewvbopxka, 2de (r;,y;) € X X R.
IIyemy K (z,2') — noaootcumenvro onpedeaernoe sdpo na X x X u
F — coomeemcemsyroulee KAHOHUYECKOE 2UABOEPMOBO NPOCMPAHCINEO
RKHS ¢ nopmod || - ||.

Badarve marorce dynryus nomeps ¢ : (X x R — R U {oo} u
HEKOMOPAA CMPO20 MOHOTMOHHO 803PACMANULAA PyHKuus ) Ha MHO-
olcecmee 8cex HEOMPUUAMENOHBIL GEULLCTNEEHHBLT YUCEN.
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Tozda mobas Pynkuua f € F, MUHUMUSUPYOUGA DPERYAAPUIO-
B8AHHBIT PUCK HYHKUUOHAN

c((zr,y1, f(@1) 5o (@ f(@) + QD (2.33)

Mooicem 6vimb npedecmasaena 6 sude

Z a; K xl) (234)

OASA HEKOMOPIT YUCEN O] ..., Of.

[Tpumep Takoro puck-dyHKIIMOHAIA JIJIsT 3a[a91 PErPECCHH B TIPO-
CTPAHCTBE pu3HakoB f € F:

N‘}_l

l
C((xlvylaf(xl)) Y (xlvyh Z +/\HfH2
rme A > 0.

Jlokazamenvcmeo. Hanmomuum, uro K, = K(x,-) — dyukuus, mo-
poxkjieHHast sapoM. JIobast dyHknust f € F mpejcraBiisieTcsl B BUJIE
f(z) = (f - K3) s Beex x.

PaccmoTrpum pazsiozkeHnue JIMHEHHOTO MMPOCTPAHCTBA JF B IPAMYIO
CyMMY KOHEIYHOMEPHOI'O IIPOCTPAHCTBA, IIOPOXKJIEHHOTO BCEMHU JIMHE-

HbIMH KoMOuHarusymu dbysaknuil Ky, ¢ =1,..., [, u ero opToronais-
Horo jornojHenns. Torma mobas dyHknnsa f € F MpeacTaBiseTcs B
BUJIE:
l
i=1
rie (fe - Kz) =0 st Bcex i =1 ,..., L.
Berancinm snavenust f(z;) nast seex j=1,..., [

fxg) = (f - Kay) =

() )

l

= ai(Kq, - Kay).

i=1



31ech BaxKHO, 4TO 3HadYeHne QYHKIMN f(2;) He 3aBHCHT OT 3JIEMEHTA
[+ M3 OPTOrOHAJIBHOIO JONOIHEHUs. TakuM 00pa30M, 3HAUCHUE IJIaB-
Hoit wactu c((x1,y1, f(z1)) ..., (z, 1, f(x))) peryaspuzoBaHHOrO

dbyukumonana (2.33) ue 3aBucur or fi.
l
Tak Kak f, OpTOroHAIBLHO d71eMeHTy » . 0Ky, n dyukmus () saB-
i=1
JISIETCsI CTPOTO MOHOTOHHOM, BBITIOJIHEHO

l
QLA = <|| > ik, +f*||> —

=1

l
=0 [\ 1Dk 2+ 152 | =
i=1

[
-0 (n zam«xin) |
=1

IpudeM PaBEHCTBO JOCTUTAETCS TOTJA M TOJBKO TOTIA, KOTHA fr =
0. [TosTomy B TOuKe MuHEMyMa (byHKIHOHANA (2.33) ZOKHO OBITH
f+« = 0. Orciona perenne 3a/a4u MuUHIMA3aIUY GyHKInoHaIA (2.33)
JIOJZKHO MMeThb Bu (2.34):

l
f(l’) = ZO&ZK%
=1

Teopema mokazana. /A

Teopema 2.3 nokasbiBaer, 4ro jyisi pelnenus 3aa4du (2.33) byHk-
[EOHAIbHON MuHUME3amn B nponssoabHoM RKHS (koTopoe moxer
0Ka3aThCst GECKOHETHOMEPHBIM ) JIOCTATOYHO PENTUTh 38149y MUHUM-
3aIuu B KOHETHOMEPHOM IIPOCTpaHcTBe R".

IIpumep puck-yHKIMOHAIA, COOTBETCTBYIONIETO ONTHUMI3AIIAOH-
Hoit 3agade SVM:

c((@1,y1, f(@1)) 5., (@,u, f(=) =
l
= 5> max{0,1 - g} + 171
i=1
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e x; € R"uy; € {—1,+1} upu i = 1 ,..., l. CoorBercrByIoiiee
IPOCTPAHCTBO MPU3HAKOB JF 1opoxaaercs sapom K (x,z'). Oyukims
f € F, munnmusupyromnias dbyuknuonas (2.33), umeer Buj

l
=) ik,
i=1

2.6. Cay4aii Hepa3aeJanMoii BbIOOPKH

[TpeaBapuTeIbHO MOy INM BEPXHIOIO OIEHKY OIMTUOKHU 0DOOIIEHMST [1JIsT
cydasi, KOra BRIOOPKa He TOJTHOCTBIO pasjiesieHa PyHKIMEH Kraccu-
dukarmu. JTa OlEHKA MOCIYKUT OCHOBOM JIjIsi TIOCTAHOBKU COOTBET-
CTBYIOIIEH ONTUMUBAIMOHHON 3aJIa9l TIOCTPOEHUS (DYHKINY KJIACCH-
dpuramn.

2.6.1. BekTOop nmepeMeHHBIX MSATKOTO OTCTYyTIa

Paccmorpum Tereps 3ajiavy KiiaccupuKaIuu HEPa3/IeInMOil BBIOOD-
KU. 3a8JIa9U TAKOTO THIIA, XapPaKTEPHBI JJIsT MPAKTUIECKUX TPUIOKE-
HUMA.

Sajan kimacc F dyskiuii tuma X — R, ¢ MOMOIIBI0 KOTOPBIX
npousBojuTcs Kiaccudukanus. Obnacte onpenenenns X QyHKINR
u3 F spisiercss nmogMmHOKecTBoM R™. Ilo kaxkmoit dyakuuu f € F
OTIPEJIETIM UHIUKATOPHYIO (DYHKITUIO KJIACCU(DUKATIIH

hz) = { 1, ecu f(z) >0,

—1 B IPOTUBHOM CJIydae.

Banmana Beibopka S = ((Z1,y1), .., (T, y)). Hycrs v = y; f (%)
— rpammiia ommoOKu npumepa (Z;,y;) € X x {—1,1} orHOCHTEIBHO
dyuknuu f € F. Bamerum, aro 7y; > 0 o3HAUAET, ITO KJtacCuUKAIUsT
¢ IoMoIbio (byHKIUN f SIBJISETCS MPABUILHOMN.

Pacrpeenienne ommbok Ha Bbibopke S = ((T1,y1), ---, (T, y1))
omnpegensiercss Bekropom Mg (f) = (y1, -.., 7). Ilycrs

ms(f) = min v

i=1,...,0
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— rpaHuIa omubKN Kiaaccudukayn BoiOopKu S mocpeactsoM f. Be-
mmaura mg(f) > 0 Torga u TOJIBKO TOra, Korja f cTporo pasuesisier
S 6e3 ommboK.

[Tycrs v > 0. Ilepemennasi msirkoro orcryma (margin slack vari-
able) npumepa (Z;,y;) € X x {—1,1} s noporosoii dyukuuu f u
IPaHUIBI OMMMOKY 7y OIPEIEIsIeTCsT KaK

& = max{0,y — yi f(Z4)}.

Benuuuna & paBHa NpEBBINIEHNIO 3HaYeHUs (PYHKIUU f 110 cpaBHe-
HUIO C 3aJ[aHHOMN TpaHuIeii ommbku vy Jyist ipumepa (Z;, y;). Mbl Ha-
30BeM Y PYHKUUOHAALHOT 2panuyet, ONTHOKH.

B paccmarpusaemoil pamee onTHMA3AIMOHHON 3a/1a9€ MOCTPOCHUS
pazesonel THIePIIOCKOCTH (DYHKITMOHAIbHAS TPAHUIA ObLIa PaB-
Ha 1 ¥ OHa COOTBETCTBOBAJIA TeoMeTpudecKoil rpanuiie 1/|w||, koro-
past paBHa [MOJIOBUHE PACCTOSTHUST MEYK/Ly TPAHUIHBIMU IUIIEPILIIOCKO-
crsivu (W - ) + b= +£1.

Samernm, 4TO U3 & > 7y CIENLyeT, 9TO KJIacCUUKAIUs IIpUMepa
(Z4,Y;) ABJISIETCST OMUOOTHOIN.

Bektop £ = (&1, ..., &) Ha3BIBAaETCS BEKTOPOM TIEPEMEHHBIX MSAT-
Koro orcryna s Beibopku S = ((Z1,y1), ---, (Ti,y1))-

ITo onpenenennio y; f(Z;) + & > 7 Juist Beex i.

Posb BeKTOpa IepeMeHHbIX MATKOTO OTCTYIIA HaJI0 IIOHUMATH CJIe-
JIYIOIIIM 00Pa30M.

Eciu & > v, 1o y; f(Z;) < 0, r.e. kiaccudukarus npumepa (T, y;)
¢ moMoTtbio f sBisgercs omuboIHO. B sTOM cyuae Benmmanna &; OT-
parkaeT CTeleHb YJAJeHHOCTH mpuMepa (T;, Y;) OT pas3Jessoneii ru-
MIEPILJIOCKOCTH — OHA, TeM DOJIbIIe, YeM OOJIbIe OIMNOKa KraccuduKa-
U,

Hasee & = 0 Torga u ToabKo Toria, korja y; f(Z;) = v; B 9TOM
citydae KjaccuduKalus IpaBUIbHas U Jlazke ¢ HEKOTOPBIM 3aI1aCOM.

Cuyuait 0 < & < 7 9BJISETCS TPOMEXKYTOUHBIM, B 9TOM CJIyUae
kinaccudukanusg 0 < y;f(Z;) < v — npaBuibHasi, HO C OYEHb Ma-
JIEHBKHUM [IOPOTOM, HAIIPUMED, 3TO MOXKET OBITh BCJIEJCTBUE HAJIMIUST
[IIyMa B MCXOJIHBIX JAHHBIX.

B 1esioM HOpMa BEKTOpa OMHGOK & OTpaykaeT pasMep OMIHGOK
KJIacCU(pUKAIINN, & TaKXKe POJib IIymMa B obyduarorneit Beibopke. B
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nabHeimem BemanHa ||€]| GyIer BXoMuTh B BepXHIe ONEHKH Bepo-
SITHOCTY HEIPABUIBHON KJIaCCH(DUKAIUN.

Ecti HopMa, BeKTopa € TI0JI0KNTEIbHA, TO BHIOOPKA HE PAa3Ie/IIMa,
kiaccudukaropom f(Z) ¢ moporom vy > 0 u Teopema 1.9 B aroM ciryuae
npstMo He npuMeHnMa. OHAKO B CJIydae JIMHEIHOIO KJIacCupuKaTopa
MOXKHO CJI€JIATb BBIOOPKY PA3/IEJIUMOIl, ecyid epeiiT K SKBUBAJIEHT-
HOIT 3a/1a49€e B IPOCTPAHCTBE OOJIBIEH PA3MEPHOCTU. DTOT PE3YJIBTAT,
npunaexaruii [1lo-Teitopy n Kpucruanuuu 32|, npencrasien B
CJIeIyIONIe HUXKe TeopeMe.

Teopema 2.4. [lycms L — xaace 6cex AuHEUHLT 00HOPOOHLT ByHK-
yutll suda L(z) = (w - T) ¢ edunusunvim eecosuim eexmopom ||wl]| = 1.
Hycmo v > 0. Toeda das npoussosvrozo § > 0 u pacnpedenerusn ee-
poamnocmets P na X x {—1,1} ¢ nocumesem enympu wapa paduyca
R u ¢ yenmpom 6 nauase xoopdunam c eepoamuocmvio 1 — 3 npous-
soavhasn pynxyus f € L umeem Ha cayuatinot evbopre S daurol |
owubky Kaaccudurayuu

errp(f) <
4 (128(R? + ||€]]?) ely 256(R? + ||€]|?)1 2

2de £ — 6EKMOP NEPEMEHHDBIT MALKO20 OMCMYNAG OMHOCUMEALHO NO-
poea v > 0.

Jlokazamenvcmeso. Paccmorpum siuHelinbiit kiaccudukarop f(T) =
(w- ), rme ||w|| = 1. U3 oupeseieHnst mepeMeHHON MATKOTO OTCTYTIA
€= (&,..., &), onpeneneHHoil 11 3TOro KiaccuduKaTopa u BHIOOD-
ku S = (Z1,..., &), 6yaer

yif (@) +& = (2.36)

mpui=1, ..., L

ITycts v > 0 — mapaMeTp, 3HaUEHHE KOTOPOTO Mbl OIITUMU3UPYEM
03Ke. 3aMeHNM BEKTOPBI 00yvaroIeil BbIOOpKH T, ..., T pasMep-
HOCTH 7 Ha BCIOMOTaTe/IbHbIe BEKTOPLL T}, ..., &) pasMepHocTH N+,

Mmeercst B Buay map B mpocTpancTBe R", KOTOPOMY IPUHAJIEIKAT KIACCH-
dburnupyemblie 3J1eMEHTbL T1, ..., T BLIOOPKH S.
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KOTOPBIE OIPEIEJIAIOTCS CJIEIYIOIIM 00pa30M:

/
;= (zi1, ...y Tin,0, ..., v, ..., 0),

npu ¢ = 1, ..., [, one (n + i)-s1 KoopAUHATA BEKTOpa T, paBHA U,
a oCTaJIbHbIE JIONOJIHUTE bHbIe KoopauHaThl pasHbl 0. [Tosryuennyio
BBIOOPKY obosnaumm S’ = ((Z,y1) ..., (T, u))-

[M'unepriiockocts f(Z) = (W - &) 3aMeHsieM Ha MHIEPILIOCKOCTD

(@) =@ 7), rne
1 1
U_Jl = (w17 ceey Wn, ;91517 ) ;ylﬁl% (237)

a Z' — MPOM3BOJILHBII BEKTOP Pa3sMepHOCTH N + [.
U3 yenosus (2.36) coemyer, aro HOBasi BHIGOPKa S’ OKasbiBaeTCst
pas/ieJIeHHO HOBBIM KiaccudukaTopoM (2.37) ¢ moporom 7y

yi(w' - 75) = yi(w - &) + (9:)%& = (2.38)

mpui =1, ..., L.

s Toro 94ToOBl HPUMEHUTH K HOBOH BBIOODKE W HOBOMY KJIac-
cudukaropy teopemy 1.9 us pazmena 1.3, HeOOXOAUMO HOPMUPOBATD
HAIPABJISIONTHI BeKTOP runepiuiockoctu (2.37). Umeer mecto pasen-
CTBO

_ _ 1, - 1=
1%"]1* = [l@]* + —5lI€[1* = 1+ —I€]*.
v 14

Kpome Toro, Bce BEKTODBI T, cofepzKarcs B mape paiuyca R, rie
R? = R? + 12
[Tocsre HopMupoBKE yesoBue (2.38) mpeBparaercst B yCIOBHE

—/
w —r / Y

Yi\ 7= & | 27 = 5=

' <||w/|| 1) - |||

upu ¢ = 1, ..., [. Orcroga cienyer, 9To IJIABHBI MHOXKUTENb U3
OIIEHKHU CJIeJICTBUS 1.4 mMeeT BU

R? (R*+v2)(1+ &€
Y2 '

7=
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[Tpeobpasyem:
1 1
(R4 02)(1+ 5 el?) = B2+ el + v + B2l

MunEMYM 3TOTO BBIpasKeHust jocTuraercss npu v? = R[], a camo
BbIPazKeHUe IPHOOPETaeT BUL

R? + 2R|l¢]| + (€)% = (R+ [IE]* < 2(R* + [1€]1*).

[Tpumensist reopemy 1.9 u3 pazena 1.3, noaygaem onenky (2.35). Teo-
pema JiokazaHa. A

2.6.2. OnTuMu3anmoHHbIe 3a/1a491 1JId KJiacCuduKarum ¢
oImnoKaMm

Ciyyait KBaapaTu4dHO HOPMBI. B cityuae, korma BeiOopka S =

((Z1,91), ..., (T, y;)) He pa3menumasi, pacCMaTPUBAETCs 3aja4a Oll-

TUMM3AIUN C TEPEMEHHBIME MSITKOTO oTcTyma &, 7= 1, ..., [
HaiisieM BEeKTOPBI W, & U 9UCI0 b TAK, ITOOBI

l
(@-w)+CY & — min, (2.39)
i=1
yi(w- 1) 2 1 =&, (2.40)
& =0 (2.41)
npu i = 1, ..., [. Koacranta C onpejenser OajlaHC MEXy JIBYMsi

qacTaMu PYHKIITOHAJIA.

Ha mpakTuke koncranTa C' mnoabupaercss Tak, 4TOOLI pasIesisiio-
asi CUIEPIJIOCKOCTD Pas/iesisia 3JIeMeHThl 00y4alornieil BLIOOpKH ¢
MUHUMAJIbHBIM 3HAYEHHEM HOPMBI BEKTOPA PA3JIEJISIIONNX TDAHUY-
HBIX II€PEMEHHBIX.

Samernm, aro yciaoue & > 0 MOYXKHO OIYCTUTh, TaK KaK OITH-
MaJibHOe pemrenue w, &, b, rme mekoropbie &; < (0, saB/geTCS ONTHU-
MaJjbHbIM U 11pu & = 0.
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Jlarpamxuan 3agaqau (2.39) — (2.41) nmeer Buj

l
= ailyil(w - ) +b) — 1+ &), (2.42)
i=1
e «; > 0 — mHOXKuUTeH Jlarpamxka.
CooTBercTByIOIasi JBOMICTBEHHAS 3a/1a9a (DOPMYJIUPYETCsi IIyTEM
nuddepeHnnpoBanHus JIarpaHKuAHA

_ = l
OL(w,b,&, o)  _ o
— 00 w ;:1 yioZT; = 0, (2.43)
oL(w,b,§,a) - _ =
o =C¢—a=0,
l
({-)L(w7b7§7 a) .
b g Yio; = 07

a TakzKe M0JICTAHOBKOI 9TUX COOTHOIIECHHH B (2.42)

1 l
o 1 o
L(w,b,§, &) = Zai ) Z yiyjoioy (T - Tj) +
=1 ij=1
1 1

+%(04'04) - 5(54 La) =
l 1 1
= Zai —5 Z Yyiyjoioy (T - Tj) — %(5‘ L) (2.44)
i=1 i,j=1
Takum 06pa3oM, MbI JTOJZKHBI MAKCUMASUPOBATD 110 (¢ BEJINIHHY
: 1 1
W@ =Y =5 3 wweey((@-3)+ 5oy)  (245)
=1 1,j=1

npn ycnosuax «; > 0,4 =1,2,..., [, tne ;j =l upni = j n d;; =

0 mpu i # j. CoorBercrBytomue yciaous Kapyma—Kyna—Takkepa
UMEIOT BU]T

(i (W - Z;) +b) =14+ &) =0
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mpui=1, ..., L
CorutacHo (2.43) BEKTOD BECOB BBIPAYKAETCsI B BUJIE JINHEHHON KOM-
OMHAIINN OITOPHBIX BEKTOPOB:

!
w= E YiuTi.
i—1

U3 ycnosuit Kapyma-Kyna—Takkepa ciemyer, uto «; = 0, ecin
yi((w - z;) +b) > 1, upu srom & = 0. DTU BEKTOPHI HPABHILHO
KJTacCuUIUPYIOTCS U JIEZKAT C BHEITHEH CTOPOHBI OTHOCUTEJIFHO I'Pa-
HUYIHBIX THIEPIIOCKOCTEH. OTOPHBIME SABJISIIOTCS T€ BEKTOPBI T, JIsT
KOTOPBIX BbIIONHEeHO ¢y = (& > 0. [ng HEX TakKe BBIIOJHEHO
yi((w-z;) +b) <1lu& >0.

Cdopmynupyem 3a1a49y OITUMUASAIIY JIJI IPOCTPAHCTBA IPU3HA-
KOB, 33JIaHHOTO HEKOTOPBIM siipoM K (T, T;).

Teopema 2.5. Janv, npocmpancmeo npudnaxos, onpedeaenmnoe A0-
pom K(Z;,Z;), u obywarowan ewbopka S = ((Z1,y1), ---, (T1,u1))-
ITycmv sexmop napamempos 0 AGAACMCA PEUEHUEM 3a0a4U ONMU-
MU AU

l
1 1
—5 E yiyjaiaj(K(;T:i, i’j) + 65U) — max (2.46)
3,j=1

l
npU YCAOGUAT g yio; = 0,
=1

a;20i=1, ..., L (2.47)

Toz0a coomeemcemeyouLas pasoessowas noGePTHOCING UMEET, 610
z
F(@) = yicuK (2, ) + b,
=1

2de b naxodumes uz ycaosusn y; f(T;) = 1 — a; /C das npoussoavrozo
i makoeo, wmo a; # 0.
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Qynryus Kaaccupurayuu sign(f(Z)) pasdeasem snemenmol 6oi-
bopxu mak ofce, KAK COOMBEMCMEYIOULAA 2UNEPIAOCKOCTID, NONYUEH-
HasA 6 pesyavmame pewerus 3adavu onmumudayuy (2.39) — (2.41)
8 mpocmpancmee npusnaxos, onpedesernom adpom K(z,z), 2de ne-
PEMEHHDIE MALKO20 OMCMYNA ONPEIEAAIOMCA ONA 2E0MEMPUUECKO20

KPas OUUOKU:
-1/2

1= (Y- s

jEsv

st Beramcsenust b* mcrnonab3syeM paseHcrBa «; = (C&;, a TakKe
yeaoust Kapyma—Kyna—Takkepa:

npui=1, ..., [.

leomerpuveckuii kpaii ommbku p(w) = ﬁ,
PACCTOSIHUST MEXK/JLy TUIIEPILIOCKocTsAME (W - Z;) +b) = 1, B siepHOM

cIydae OIPEeIe/IsieTCs CIeIYIONNM 00pa3oM:

PAaBHBIA TIOJIOBUHE

l
(w-w) = Z yiijéiOéjK(fi,ﬂ?j) =
ij=1

- Z Yjo Z yio, K (%, ) =

JEsv 1€ESV
=Y ai(1-¢& —yb) =
jEsv

=D o= ) o=

JjEsv JEsv
r,_ _
- :g:: (yj Cj((x CI)

j€Esv

Bepxusisi onenka (2.35) BeposiTHOCTH OMUOKK KJaccuduKanum
1pu 000OIIEHNN HE 3aBUCUT OT PA3MEPHOCTHU IIPOCTPAHCTBA, YTO 1103-
BOJIsIeT IPUMEHHATD sijipa K (T, Z), IOpokKIatoIiue IMpoCTPaHCTBA [IPH-
3HAKOB BBICOKOI PAa3MEPHOCTHU. ¥ BeJIUUeHNe PA3MEPHOCTU MPOCTPAH-
CTBa IPU3HAKOB MPUBOIUT K PA3JIEJIEHUI0 00yUaloIieil BBIOOPKU TH-
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MEePILIOCKOCTBIO ¢ MEHBINEl HOPMOii BeKTopa £, 9TO yMEHbBIIAeT Bepo-
SITHOCTD OIMUOKHU KJaccuuKayy Ipu 0600IeHn .

[Tpumennm reopemy 2.4. Onenka BepositHocTH omubKu (2.35) nme-
€T MeCTO /Il IIOPOrOBBIX JIMHEHHBIX (PYHKIWIA ¢ e JMHIYHBIM BECOBLIM
BeKTOpOM W. [Ijist Toro 9Tobbl ee mpuMeHuTH K 3ajade (2.39) — (2.41),
nozesinM obe gactu nepasencTsa (2.40) Ha ||w||, ae w — onTHMaIBHOE
perrerne 3a1a4un. Torga B (2.35) Haj0 B34Th B KadecTBe &; BEJIMIUHY
&/llwl|l, ay = 1/||wl|. Homyuanm HOBYIO BEepcHIO BEPOSITHOCTH OMINOKM

(2.35)

errp(f) <

~I 0

. 2
((lwl*R* + [|€]*) log™ I + log ). (2.48)

Hepagsencrso (2.48) mokasbBaer, 4To Jjisi MUHUMU3AIUNA BePXHei
OIEHKM BEPOSITHOCTU OIMIMOKHU 0DOOIIEHUsT HAM JeHCTBUTEILHO HEO0-
XOJIUMO MUHUMU3UPOBATh Besnduny (2.39).

Cayuaii jguHeiiHoii HOopMmbI. Ha mpakTuke daie paccMaTpu-
BaeTCd 3aJia49a ONITUMU3AIUU, B KOTOPOII BMECTO KBAJPATUYHON HOD-
MBI BEKTOPA IIEPEMEHHBIX MATKOTO OTCTYIIA, & HCIIOJIb3YeTCs INHeHHAS
HopMa. B aToMm ciyuae hpopMmymupyeTcs caemayiomnas 3a1ada OnTUMU-
3aIlHH.

HaxouM BeKTOPBI W, & U 9HCI0 b Tak, 4TO6BI

l
(@- @) +CY & — min, (2.49)
i=1
yi((w-z;) +b) > 1-&,
§& =0 (2.50)
npu i = 1, ..., l. Koacranta C onpejenser OajlaHC MEXIY JIBYMsi

qacTaMu PYyHKIITOHAJIA.
CooTBeTCcTBYIONHNl JTarpaHKUAH UMEET BU]T

I
L@ ) = 5{0-0) + 36 -
I I
- Zai(yi((u‘} "Ti) +b) —14+&) - Zm&,
i=1

=1
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W]

Puc. 1.2. OHOprIe BEKTOPBI PACIIOJIOZKEHbI Ha I'PAHUYIHBIX T'HIIEPIIJIOCKOCTAX

WJIM YK€ HEeIIPABUJIbHO MU Kiaccudunupyrorcs (ciaydaii JuHeiiHOl HOPMbI)

rmeo; >0, r; >20mpuni=1, ..., L
CooTBeTCTBEHHAST IBOMCTBEHHAS 3a/1a9a [IOJIYIaeTCs [TyTeM IPH-
PaBHUBAHUS K HYJIIO IPOU3BOIHBIX:

- !
6L(1D7b7 57 d? F) — — 2y
=w - E yio;T; = 0,
i—1

0w
OL(w,b, &, a,T) o
9%, =C—a;—1r; =0,
_ = l
OL(w,b,§,a,7) o
% = ;ylaz =0.

[Toncrasiisiem pernrenust STUX ypaBHEHUI B MPAMYIO 3aJa9y U IIOJIy-
qaeM JIBOMCTBEHHOE IIpeJICTaB/IeHNE 33/1a91 B BAJE 3aJa9l MaKCUMU-
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3arun QyHKIMOHAIA!

l l
= 1
L(’II), baga da 77) = E QG — 5 E yzy]aza](irz . jj)

i=1 i,j=1

npu o; = 0,7 =1,...,], KoTOpbIii coBIataeT ¢ PYHKITUOHATIOM JIJIs
caydasi pazjieserus 6e3 omubok. OTcrona ciieflyer, 9T0 BECOBOM BeK-

TOp pase/sionell 'IIePIIOCKOCTH 0/IHO3HAMHO OIIpe Ie/IseTcs 1o pe-
l
IIEHUIO ITOM 32841 B BUJIE W = Y OY;iT;.
i=1
OTr4une OT 3a/1a49U ¢ KBaIPATUIHON HOPMOIi 3aKJ/II0YAETCA B TOM,

qaro ycyoBue C — q; — r; = 0 BMecTe ¢ ycyoBueM r; > 0 BBIHYZKIaeT
HepaBeHcTBO ; < C. B 1o x)e Bpemst & > ( BBIIOJHEHO TOJIBKO
upu r; = 0. Orcrona cienyer, aro «; = C st BCeX TaKuX . 1akum
obpaszom, yciaous Kapyma—Kyna—Takkepa umeror Bu/i

ai(yi((W-Z;) +b) —1+&)=0,i=1, ..., [,
il —C)=0,i=1, ..., L

CorytacHO 3THM YCJIOBUSIM TIepeMeHHAsi MsITKOr0 OTCTyIa &; OTJIMYHA
OT HyJIsI TOJIBKO 1ipu «; = C.

N3 ycnosuit Kapyma-Kyna—Takkepa u 'paHUYHBIX YCJIOBUIA OII-
TUMU3AIUOHHON 3371a491 CJIE/IYET, ITO

o ecm y;i((w-z;) +b) > 1, 10 s = 0 u § = 0 (xmaccuduxarys
LPABUJIbHAS );

o ccmm y;((w-7;) +b) <1, 10§ >0wua; =C (omubka Kraccu-
dukanms, BEKTOP sIBJISIETCST OOPHBIM );

o eco y;((0- 7)) +b) =1, 10§=0n0<a; <C.

MokKHO TMOKa3aTh, YTO B ONTUMHUBAIMOHHONW 3ajiade pa3lesieHusl C
OoImuOKaMI B JIMHEWHOW HOpMe IJjIsT 1000t HeTpUBHAILHON BBIOOD-
kn S = ((Z1,91),.--, (@1, y)) (re. Takoif, uro y; = 1 mw y; = —1
Juist Kakux-auoyap 1 < 4,5 < 1) obsg3arenbHO HaiijayTcs 9uciao b
U BEKTOD T;, JIEXKAIIUH HA OJHON M3 IPAHMYHBLIX IHIEPILIOCKOCTEIH:
yi((w - z;) + b) = 1, miusa xkoroporo «; > 0 (cMm. 3amady u3 pasje-
na 2.12).
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OrmopHble BEKTOPBI — 9TO Te BEKTOPHI Tj, Te o > 0 D10 Te BeKTO-
PBI, KOTOpBIE HEIPABIJILHO KIIACCH(MUIUPYIOTCA HJIH JIEKAT Ha I'pa-
HUYHBIX HIEPIUIOCKOCTSX. JIerko BUAETH, UTO PACCTOSHHE OT TAKO-
IO BEKTOpa [I0 COOTBETCTBYIOIIEH IPAHIIHON IUIIEPIIOCKOCTH PABHO
—ﬁ (em. puc. 1.2).

Takmm 06pa3oM, jIst IPOU3BOIBLHOTO SIPa HOJIydaeM CJIeyIOIee
YTBEpK/ICHHUE.

Teopema 2.6. Janv 06yuarowan evibopra S = ((Z1,y1), ..., (Z1,y1))
U NPOCMPArCmMeo npusnaros, onpedesenroe adpom K (Z;, ;). Hycmo
GEKMOP NAPAMEMPOE A AGAACMCA PEUECHUEM 300a4U ONMUMUSAQUUL:

l

!
1
W(a) = E a5 E yiyjoi0 K(Z4, ;) — max (2.51)
i=1 i,5=1

l
nPU YCAOBUAL Z yia; = 0,
i=1
C>z2a;20i=1, ..., L (2.52)

Toz0a coomeememeyouLas pasoessow,as noGePTHOCIG UMEET, 610
!
F@) = v K (Z:, ) + b,
=1

2de b naxodumesn ud yeaosua y; f(T;) = 1 das npouseoavhozo i ma-
K020, 4MO 6€KMOP T; HATOOUMCA HA 2PAHUNHOT 2UNEPNAOCKOCTIU U
a; > 0.

Coomeemcmeyrowasn gynrkyus kraccudurayuu sign(f(x)) pasde-
ASCT, DINEMEHMDL BLIOOPKU MaK dHCe, KK COOMEBEMCMEYIOULAA 2Unep-
NAOCKOCMb, NOAYHEHHAA 8 PE3YALMAME PEUEHUA 3a044U ONMUMUIA-
yuu (2.49) — (2.50) 6 npocmpancmee npusnaros, onpedeseHiom A0pom
K(z, z), 2de nepemenmie MAKO20 OMCMYNAG 0NPeIeALHb: OAA 260MEM-
PUMECKO20 KPQA OWUOKU:

—1/2

v= 1 viyjoio; K (i, T;)
'7j
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Taxmm o6paszoMm, 3aa1a ontuMusarmn (2.49) — (2.50) sxkBuBaIeHT-
Ha 3ajade onruMusaiyn (2.39) — (2.41) ¢ oxHEM JIONOJHUTEILHBIM
ycsosueM, uto «; < C. Ilo 910t mpuanie 9Tu orpaHu<IeHNsT HA3bIBA-
1orest kBaapaTabivMu (box constraints), Tak Kak OHH TPeOYIOT, YTOObI
KayK70e (v HAXOIUJIOCh BHYTpH KBajapara co ctoponoit C, pacmoso-
JKEHHOTO B IMOJIOKUTETHHOM OKTAHTE.

[Tapamerp C' KOHTPOUPYET COOTHOIIEHNE MEKIY TOTHOCTBHIO Pe-
TYISAPU3AINNA U BEJTUIUHON KO3 PUIMeHToB ;. B dacTHOCTH, YeMm
MemnbIre napamerp C', TeM MeHbIIe 3HAYEHUs (v;, T.€. MEHbBIIIe BJIUSHUE
MPUMEPOB, HAXOJSIITIXCS JTATIEKO OT PA3JIeIAIoNell THIePIIOCKOCTH.

3amaya i KJjaccudukanmum ¢ ommokamu B ¢dopme 3a-
Ja4un JuHeiiHoro mporpammMupoBauus. Moxuo chopMyInpoBaTh
[PEIBIIYILYIO 33/1ady KaK 3aJiady JIMHEHHOrO IPOrPAMMUPOBAHUS, B
KOTOPO#l BMECTO KBaJAPATHIHON HOPMBI BEKTOPA W MUHUMHU3UPYETCST
cyMMa KO3(DPUIMEHTOB (v;, KOTOPbIE XapaKTEePU3yIOT CTENeHb yda-
CTHUSI TPUMEPOB B TIOCTPOCHUH PA3IESIONIEH TUIEPILTOCKOCTH.

OrneHKa BEpOSTHOCTH OMIUOKKM ODOOIIEHUS Yepe3 UUCJI0 OMOPHBIX
BEKTOPOB, IPUBEJICHHAsT B TeopeMe 2.2 , MOXKEeT CJIyKUTb 0DOCHOBa-
HUEM MTPUMEHUMOCTH 9TOTO METOJIA.

B sTom cayuae paccmaTpuBaeTcs 3a/1atua ONTHMU3AIINAN:

l l
Zai —I—CZ& — min
i=1 i=1

l
IpH YCIOBUAX Y; Z a;i(Zi-T;) +b | =2 1=,
j=1
(07} 2 07 fl > O)

rne ¢ = 1, ..., l. Koncranta C omnpenessier 6ajganc MEXKIy JIBYMs
JacTaME (PYHKIMOHAJIA.

[IpenmytiecTBO JAHHOMN TOCTAHOBKHU 3aKJIIOYAETCSI B TOM, UTO 3/1€CH
pelaercs 3a/1a9a JIMHEIHOTO IIPOrPAMMHUPOBAHUST BMECTO 3a,1a91 KBl
PATHYIHOTO MTPOTPAMMUPOBAHUSI.
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2.7. Cpeanee no Pagemaxepy u OIleHKa OIMNOKM
KJlacCuuKaIumn

B sToMm pazzmeste OyayT mOJIydeHBI OIIEHKH BEPOATHOCTH OIMUOKH 0600~
MeHust st PYHKITUN KJIaCCU(MUKAIINH, 38 JaHHOM TOPOroBoit (DyHKITH-
eit u3 nekoroporo RKHS. 2

IIycts F — rusib0epTOBO MPOCTPAHCTBO (DYHKITNM, ONpeaeTeHHBIX
Ha HEKOTOPOM MHOXKecTBe X. MBI Takske MpeInoIaraeM, ITo ITO mpo-
CTPAHCTBO SIBJISIETCsI IPOCTPAHCTBOM, MTOPOXKIEHHBIM BOCIIPOU3BOJISI-
mum siapom (RKHS), K (x,y) — coorercryioree siyipo. IIponssosb-
Hast pyHKus f € F NPECTABIsIETCS B BUJIE CKAJISIPHOTO [IPOU3BEIe-
wn f(x) = (f - (), te ¢(x) = K(a, ).

Baxkubrit st MeToia OMOPHBIX BeKTOPOB mpuMep Takoro RKHS
MOZKHO TIOCTPOUTE C HOMOIIBIO oTobpaxkenns: ¢ : R™ — RN, Ilycrs
F — npocrpanctio dyukuuii suga f(z) = (w-¢(z)), tne & € R"™, w €
RN u (w - w') — cranspnoe npoussesenne B RY. Hopma dbynximum f
ompeiesisiercss Kak || f|| = ||w@]|, a ckansproe npousseienue dyHKIMit
fug(@) = (0w - ¢(T)) onpenensiercs kax (f - g) = (w - @'). Oyuxuus
K(z,y) = (¢(x) - ¢(y)) siBASIETCST COOTBETCTBYIOIIUM SIIPOM.

[To xaxknoit dyukiuu f € F onpeleanM UHIUKATOPHYIO (DYHK-
U0 KJIACCH(PUKAITIN

W) = { 1, ecim f(z) >0,

—1 B npoTUBHOM cCirydae.

Iycre F1 = {f € F : ||f|| < 1}. B npusejennom Bblie IpuMepe

F1 — kiacc dyuxmuit f(x) = (0 - ¢(T)) ¢ OrpaHUIEeHHBIM BECOBBIM
BekTopoM ||| < 1.
Bagana obydatormas Beibopka S = ((x1,y1), ..., (z1,¥1)), Tae

r, € X1 Y; € {—1,1}.
Mycrs K = (K (74, ;))!

i j—1 — MaTpuna I'pama sHavennit a/1pa Ha
ssremenTax [ Beibopku S; tr(K) = Zi:l K(x;, ;) — ciex MaTpuIgst
K.

IIpuBesieM OIeHKY BBIOOPOYHOIO cpeHero Pairemaxepa Jjist Kiiac-
ca F] OTHOCHUTEILHO 00yUatorieil BHIOOPKH S.

2Marepuas JaHHOTO pa3/eia WCIOIb3YeT pe3yiabraThl u3 MoHorpadmm Ilo-
Teitiopa u Kpucrnanuun [33].
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Teopema 2.7. Buibopouroe cpednee Pademazepa kaacca Fi ommuocu-
meavro obyuarowets svoopru S = ((r1,y1), .., (x1,y1)) ydosaemeso-
DAEM HEPAGEHCTNEY

1
Ri(F1) <

Vi (K). (2.53)

Zoxazamenvcmeo. VImeeT MeCTO ClIeAyIOIIas MeO9Ka PABEHCTB U
HEPABEHCTB:

l

Ri(F1) = B, (}?éljlr)l ;Zlffz’f(ffi)> =

1=

1
=FE;| su e 0;Q(T;
<|If||<pl (f l; # )>>
!
Eo< Zm'(b(l‘z‘) > =
i=1

1 l l 1/2
— an (Z oip(x;) - Zai¢($i)>
=1 i1
1/2

l
E'(7 Z amjK(mi,xj) =

2,j=1

) I 1/2

31ech Ipu mepexojie oT 2-if CTpOKH K 3-i MBI UCIIOJIb30BAJIN HEPABEH-
crBo Komm—bByHsikoBcKoro, mnpu mepexoje oT 3-if CTpoKu K 4-if ObLIO
HCIIOJIB30BAHO OIpejesieHre HOPMbI BekTopa. lIpm mepexome or 4-i
CTPOKH K 5-ii GbLIIO HCIIOIBb30BAHO HEPABEHCTBO Vencena, IpH mepexo-

N

<

~|

N

1
<=
l

Jie OT H-ii cTpOKH K 6-if MBI UCIOJIB30BAIN HE3ABUCUMOCTD CJTy YailHbIX
BesanH 0y, a Takke E(0?) = 1 u E(o;0;) = E(0;)E(0j) = 0 npu
i # j. Teopema jiokazana. A\

Hanomuum, aro guciio v; = y; f(z;) HasbiBaeTcs rpanureil omm6-
ku npumepa (z;,vy;) € X x {—1,1} ornocurensuo dyukuuu f € F.
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3amernm, 910 ; > 0 o3HavaeT, 9TO KJacCHPUKAIUS C ITOMOIIHIO
dyHKIUK f sBJISIETCS IPABUIBHON.

Bazgana Beioopka S = ((z1,¥1), --., (z1,u1)). llycrs 3amano anciio
~ > 0. [lepemennast Msirkoro orcryta npumepa (;, y;) J1Jisi IOPOroBoii
GyHKIIM f U TPAHUIBI OMUOKY Y OTPEIESIETC KAk

& = max{0,y — v f(zi)}. (2.54)
Bekrop & = (€1, ..., &) Ha3BIBAETCA BEKTOPOM MEPEMEHHDIX MAT-
KOro orcryna Jyist Beioopku S = ((z1,y1), ..., (T1,u1))-

Oupenenum Benomoraresbuyto dbyukiuo f(z,y) = —yf(x). O6o-
3HaUMM Kjace (GyHKIHUHA OT JBYX NEPEMEHHBIX, OIPEJEJTEeHHBIX Ha
X x{-1,1}:

Fa= {f(xvy) : f(x,y) = _yf(x)vf Efl}‘
IIycTb

1, ecom x > 0,
x(x) =

0 B IpOTHUBHOM CJIy4ae.

[IpeamosaraeM, 910 971€MEHTHI BHIOOPKH S NeHEPUPYIOTCSI HE3aBUCHIMO
APYT OT JApyTa ¢ MOMOIIBIO BEPOATHOCTHOTO pacupeaeienus P. Jlerko
[POBEPUTD, UTO

P{(z,y) : y #sign(f(z))} < Ep(x(—yf(z))) = Ep(x(f(z,y)))-

— . . n o 2
Hyers K = (K (24, 25))f ;-1 — MaTpuia 3HaYEHUH #/ipa Ha SJleMeHTax
JIJIsT BBIOOPKHU S.
B cremyroreit Teopeme maeTcs BepXHsIA OIEHKa OITHOKHM 00001IIe-
HUsT KJIACCU(PUKATOPaA U3 Kjacca F ¢ OrpaHuIeHHON HOPMOIA.

Teopema 2.8. /Jlasa npouseosvrozo § > 0 ¢ sepoamnocmvio 1 —3 das
M0600 pyrxyuy f € Fi 8uinosnero

_ 1 o 2 [T 2
P{y#&gn(f(x))}éM;&—I—h\/tr(K)—l—3 z—llng. (2.55)

Bamerum, Uro IpaBasi 9acThb HepaBeHCTBa (2.55) siBisiercsi Ciry-
vaitnoit Besimannoii. Matpuna K mocrpoena 1o ciryuaitaoit BeIbopke
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S. Ilepemennble MATKOro OTCTyIA & TaKXKe 3aBUCAT OT IJIEMEHTOB
BBIOOPKHU X; U TOITOMY TAKKE SIBJISTFOTCS CJIyYARHBIMU BEJIUIUHAMU.

Zoxasameavcmeo. Hamomunm, o v > 0 — mopor yHKIINKT KJIac-
cudukanuu. Onupenesum Beromoraresibuyo dbyHknuo g : R — [0, 1]:

1, ecim r > 0,
g(r)=4¢ 14+7r/y,ectu —~ <r <0,
0 unaye.

U3 onpegenenust sroit yukimuu ciemyer, aro g(r) = x(r). Orciona u
10 cJIeACTBHUIO 1.6 ¢ BEpOATHOCTHIO 1 — 0 BLIIOJIHEHO

Ep(x(f(z,y))) < Ep(9(f(x,y))) <

= - 1. 2
<Es(90f)+27€z(90f2)+3m. (2.56)

[To ompenesennio mepeMeHHO MATKOro orcrymna (2.54) BBIIOJIHEHO

0 B IpOTUBHOM CJTy4ae.

& _ { 1— L'J;(xi), ecm L{f(mi) <1,
vy

Orcroma rmojry1aeM HepaBeHCTBO
9(=yif(zi)) < &/v

mpu 1 <7 < 1.
Onennm BIOOpOUHOE cpesiHee Pajiemaxepa kiacca GyHKInn Fa:

!
Ri(F2) = E, (Sup 120if($iayi)> =

l
=F, <sup % Z oy f (x;)



Tak kak dyHKINS ¢ yI0BIETBOpseT yciaoBuio Jlumnmmuna ¢ L =
1/, o reopeme 1.12 umeem

Rilg o F2) < Ru(Fa)/v = Ri(F1) /-

ITo onpenenenuto st f € Fo Oyner

l 1 l

Orcrosia n u3 HepaseHcts (2.56) u (2.53) Teopembl 2.7 ciejyer, 9To ¢
BEPOSITHOCTBIO 1 — §

Ep(x(f(z meL Vi +3\/—1ng (2.57)

Teopema jokazana. /A
B wacrHocTH, econ byuknus f(x) pasaenser BBIGOPKY S 6€3 orm-
00K, TO UMeeT MeCTO OIeHKA:

Es(

N\}—t

CaenctBue 2.1. /Jlasa npoussorvrozo § > 0 ¢ sepoamuocmoro 1 —
oana a106010 pynkuuu f € Fi, pazdesawets eubopky S ¢ nopozom vy 6e3
OWUBOK, BVINOAHEHO

P{y # sign(f \/ )+ 3\/ In § 5

PaccmoTpuM moJryueHHBIE OIEHKHU JjIsd Ciydas cemeiicTBa (PyHK-
muit suga f(Z) = (w0 - ¢(z)), e T € R™, w € RY. B ommume or
orenok (1.27) u (2.35), mOJIyYeHHBIX B T€OPUU MOPOrOBOIl pa3MepHo-
cru, oneHka (2.55) mMeeT Jrydiine KOHCTAHTHI U He Tpebyer mpejsa-
PUTEILHOTO 3HAHUS PAJMYCa IMapa, B KOTOPOM HAXOJSTCS BEKTOPbI
00yJaroIeit BBIOOPKA — BMECTO 3TOTO B OIEHKE MPUCYTCTBYET CJIe
maTpuilsl I'pama.

C Apyroit CTOPOHBI, €CJU PAJIUYC IIapa, COMEPIKAIIEr0 BEKTOPBI
BBIOOPDKH WM3BECTEH, TO ONeHKa (2.55) 10 MOpsifKy yCTymaeT aHaJo-
TUYHBIM OIEHKAM, TIOJTy YeHHBIM C TOMOIIBIO IIOPOTOBOI PA3MEPHOCTH.
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Iycrs ||Z;]] < R mns Beex 1 <4 < [. Torma qyrst Masibix 3uadeHnii mo-
PSIOK BEJIMIHHBI

2 2
tr(K) < —VIR2 =2 i
Iy Iy?

2
ly

R2
12
(1.27) u3 Teopembl 1.9 1 HOPSIJIOK IIABHOTO |jIeHa OIEHKH (2.35) Teo-
pembl 2.4.

SHAYUTEJIbHO IIPEBBIINIACT IIOPAI0K O ( ) IJIaBHOI'O YJI€Ha OIEHKM

2.8. 3ajaua MHOIOMepPHOIi perpeccun

2.8.1. IIpocTasi 1uHeliHas perpeccusi

[Tycre 3aana obyuatomas seibopka S = ((Z1,y1), ..., (T1, 1)), vae
T, €E R, y, ERupui=1, ..., L

3a1a4a JTMHEHHON perpeccun 3aKJII049aeTcsd B HAXOXK ICHUH JIMHEl-
Hoit pyHKITIN

f(@) = (w-z) +b,

HAWJIYYIIUM 06pa30M MHTEPIOJUPYIOIIei 3jieMeHThl BbIOopKHu S. ['eo-
MEeTPUYIeCKN JaHHasd (PYHKIUS IIPeICTaBIsIeT cO00#l IUIepIIOCKOCTD,
KOTOpas MpUOIMKAET TOYKHU Y; Ha aprymMeHTax T; upm ¢ = 1, ..., L.
Hanee naspiBaem f(z) dyukimeii perpeccun.

Jannas 3ajiada ObL1a pertena [ayccom u Jlexkamapowm erne B XVIII
BEKE IIPU MTOMOIIN MUHUMHU3AINNA CyMMBI KBaJIPATOB PAa3HOCTEH 3HA-
gyennit dynkuuu f(Z;) u Touek y; npu i = 1, ..., [. Teopus 06061m1e-
HUS JJIsl TAHHOI'O METOIa XOPOIIO MPEJICTaBIeHA B MAaTEeMaTUIECKOMN
CTATUCTUKE JIJIs CJIyUast JIMHEWHON MO/ T'eHePAIuU JAHHBIX C TayC-
COBCKUM CJIYYIANHBIM IITyMOM.

B nmanbreiiem mpow3BOJIbHBIN BEKTOP T TakxKe OyieT paccMar-
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pUBATLCS KaK MATPHUIA TUMa 1 X 1, T.e. KaK BEKTOP-CTOJI0eI]

T
€2
:Z' pu—
x’n
DTOT K€ BEKTOD, 3alMCAHHBIA B BHJE CTPOKHU (Z1, ..., Tp), T.€. B

BHJI€ TPAHCIIOHUPOBAHHONI MAaTPUILI TUIA 1 X 1, 6yIeT 3alUChIBATHCS
kak T'. IIpoussenenue nByx Mmarpun, A u B obosnadaerca AB 6e3
TOYKHM MexKAy HuMH. MBI 4acTo OymeM OTOXKIECTBISTH CKAJIAPHOE
IIPOM3BE/IEHNE BEKTOPOB (T - Z) M MATpuUIly T'Z :

21
22

5:(.731,...,37”) :(x121+"'+xnzn)

Zn

tuna (1 X 1) ¢ eMHCTBEHHBIM 3JIEMEHTOM, PABHBIM 9TOMY CKAJISIPHOMY
[IPOU3BEJICHUIO.

CorytacHO MeTO/ly HAMMEHBIIUX KBaJPATOB, MUHUMU3UPYEM K6G0-
PAMUNHYIO PYHKUUIO NOMEPD:

l

L(w,b) =Y (y; — (@ - T;) — b)*. (2.58)

i=1
O6osHaunuM 4epe3 W PaCHIMPEHHbI BEKTOP-CTOJIOEI BECOBBIX KO03(]-
PUIMEHTOB U CBOOOIHOTO JIEHA

w2

&
I

Wn,
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AnajornuabiM 06pas3oM, 0003HAYMM Yepe3 I pacIIUpPEHHBIA BEKTOP-
cToJiber, repeMeHHbIX

T
Z2

2
Il

Tn

1

B HOBBIX pacIIMpPeHHBIX IEPEMEHHbBIX (DYHKIUS PErpeCcCH UMeeT OJl-
HOPOJHBIN BuJ 6e3 CBODOIHOIO UJIeHA:

£(&@) = (@ 7). (2.59)

Paccmorpum matpuity tumna [ X (n + 1), cTpokaMu KOTOpOit sBJIst-
IOTCsI PACIIMPEHHbIe BEKTOP-CTPOKH T = (T, 1) nepemMeHHbIX:

~/

I Tily +--, Tin, 1

~/

T T2y -y .Z‘Qn,l
X: =

~/

x; L1y, --- ,Iln,l

BBomuMm Takke [-MepHBI BEKTOP-CTOJI0EI 3HAYEHUN HHTEPIIO AT

n
Y2

Y

Pasnocru |f(Z;) — y;| (a rakxke y; — f(Z;) u f(Z;) — y;) HA3BIBAIOT-
cst ocmamkamu. Bexrop-cronber ocraTkos uMeer Buj § — (X - ), a
dbyuxmonas (2.58) MOXKHO 3aUCATD B MATPUIHOM BHJIE KAK KBaJIPaT
HOPMBI BEKTOP-CTOJIOIA OCTATKOB:

L(w) = | X —g|* = (5 - Xw)'(§ — Xw).
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Bmech n masee s Mpons3BoabHON MaTpunbl A mocpenctsom A’ 06o-
3HavaeM TPAHCIOHUPOBAHHYIO MATPHUIy A.

Temepsb 3ama1a perpeccnu MoOKeT OBITH 3allMCaHa B BHUIE 38189l
MUHAMUJ3AIUN KBaIPaTa HOPMbI BEKTOPa OCTATKOB:

L(w) = || Xw — 7|*> = min. (2.60)

TeoMeTpuYecKr 3TO MOXKET MHTEPIPETHPOBATLCA TaK ¥Ke, KaK MONUCK
IPOEKIMU HAMMEHbIIEH JJIMHBl BEKTOPA § Ha MOJIIPOCTPAHCTBO (IH-
IIEPILIOCKOCTD ), TIOPOYKIEHHOE BEKTOP-CTO/IBNAMI MATPUIE X .

Jls momcka MUHMMyMa I[PUPAaBHUBAEM YACTHBIE IPOU3BOJHBIE
sToro (yHknmonasa (o MepeMeHHbIM W1, ..., Wp,b) K Hymo. Ilo-
JIy9UM CHUCTeMY U3 n + 1 ypaBHeHui

AL ()
ow
[Ipeobpasyem a1y cucremy K BHILY

X' X = X'g.

= —2X'j+2X'Xw = 0.

Eciu marpuna X’ X obparuma, mojiydaeM perieHue 3TOil CUCTEMBI:

i = (X'%)7 X'y,

2.8.2. I'pebHeBas perpeccusd

Ipyroit MeTo, 0b6eceInBAIONINi YUCIEHHYIO YCTONINBOCTD, — 2ped-
nesas peepeccus (ridge regression), 611 pacemorpen Xospiom u Ken-
HaPJIOM.

Hamomuum, 910 A719 TOrO, ITOOBI N30ABUTLCSA OT CBOOOIHOTO e~
HA B YPABHEHUU PEI'PECCUU, MBI PACCMATPUBAEM 3aJ1a9y PEI'PECCUU C
BECOBOIl TIepeMEHHOI W — PaCIIMPEHHBIM BEKTOP-CTOJIOIIOM BECOBBIX
K03 PUImeHTOB 1 CBOOOIHOIO YJIeHA

w1
w2

&
I

Wn,
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a TakKe C PaCIIIPEHHBIM BEKTOP-CTOJIOIOM ITEePEMEHHDBIX

I
x2

2
Il

Tn

B HOBBIX mepeMeHHBIX (PYHKIUS PErpPecCUy MMeET OIHOPOIHDLIN BUJT
06e3 CBOOOIHOTO YJICHA

1@ = (@ @).

PaccmarpuBaerca GyHKINS TOTEPDh CJIEAYIONIErO BUIA!

= Al@||? + || X@ - g]*. (2.61)

[TapameTp A KOHTposmpyeT HaTaHC MEXKJTY KBAIPATUIHBIMUA TOTEPSI-
MU ¥ HOPMOIi BeCOBOI0o BekTOpa. HopMa BecoOBOro BEKTOpa OTparkaeT
CJIOXKHOCTB PErpecCHOHHOM THnoTe3bl. O6CyXKaeHne poin mapaMerpa
A CM. HIKE.

Perntenne 3amaym rpebHeBoii perpeccum B IIpsaAMoil ¢op-
Me. g HaxoXKIeHusl SKCTPEeMyMa IIPUPABHUBAEM K HYJIIO YaCTHBIE
npousBognbie L(w) mo w, i =1, ..., n+ 1:

l
i — Y ((yi — (@ - ))& = 0.
i=1
B marpuunoii ¢popme 3TO ypaBHEHHE UMEET BUI,
Mo — X'+ X' X = 0.
Permtenne 3anuceiBaercss B MATpUIHON dOpMeE:

W= (M + X' X)Xy,
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rae I — enuHUYHAST MaTPHIIA.
Marpuier X' X, I u M + X'X umeror pasmep (n+ 1) x (n+ 1).
Marpuna X’'X aBisgercs HOJI0XKNTETLHO OIPEIe/eHHOM, T.e.

F(X'X):>0
JIJIsE JII0OOTO BEKTOPA Z. DTO CJIE/lyeT U3 PABEHCTBA
F(X'X):=(X2)(X3)=|XZ)|?>0.

[Tpu nobasiaennn k marpune X' X marpunst Al npu A > 0 HoBasg
MaTPHUIA CTAHOBUTCS CTPOTO IMOJIOXKHUTEIHLHO OIIPEIE/IEHHOMN

FN+X'X)z=MZ)?+|Xz]>>0

npu Z # 0. 13BecTHO, 9TO J1106ast MOIOXKATEIBHO OIIPE/IeTCHHAT MAT-
puria obparuma. [ToaTomy perenue 3amadn rpebHEBOI perpeccuu Bee-
rJa cymecTsyer mpu A > 0.

IIpu A = 0 marpura X' X MozkeT okasarbest HeoGpaTuMoit. B aroM
cydae pelleHue 3a/[a9ll PErPECCUN HE sIBJISeTCs eMHCTBEHHBIM. [1o-
aToMy rpebHeBas perpeccus npu A > () 9UCIEHHO CYIIECTBEHHO IPO-
e, 9eM IpocTasg perpeccus. Kpome Toro, mapaMerp A UTPaeT POJib
mrrpada 3a 6oJIbITYI0 HOPMY BEKTOPA BECOB W.

Ecnu A mpubmmkaercs K myso, marpura Al 4 X'X moxer craHo-
BUTBCA Bee OimKe K HeobpaTuMoii. B aTom ciydae aaropurm obpaitie-
HUs 9TOI MaTPUILI CTAHOBUTCH Bce OoJiee HECTAOMILHBIM. BoJibiime
3HaYEHUs] A JI€JIAIOT IIPOIECC BBIYUCIEHNsT OOpATHON MaTpPHUILI Hojee
CTaOMIIHLHBIM.

C npyroit cTopoHbl, pu OOILIINX 3HAYEHUAX \ MaTpura Al Ha-
qpHaer npeobiasarh Hax Marpunedl X'X U 10TOMY OCTATKH pe-
PECCUU CTAHOBATCH OOJIBIINMU U HalJIeHHOE ypaBHEHUE Derpeccuu
TepsieT CBOU IIPEJICKa3aTeIbHbIe BO3MOKHOCTH. [losTOMy 3HaveHmME A
JIOJI?KHO UMETD TOT 7K€ HOPSLIOK, KAK U SJIeMEHTHl MaTpuibl X' X.

3ajsiaua rpebHEBOIT perpeccuu B JIBORCTBEHHON dopMme u ee 0600-
IeHre Ha HEeJIMHEHHbIN cIydail Oy/1yT paccMOTpeHbI B paziesie 2.9.2.
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2.9. Perpeccusi ¢ ollopHBIMI BEKTOPaAMMU

2.9.1. Pemnenue 3ajjaum perpeccuu ¢ romomibio SVM

MeTos; ONOPHBIX BEKTOPOB TaKXKe IPUMEHsieTCs K 3aJlade perpec-
cun. [Ipu sToM Tak ke, Kak U B 3ajade KJIacCUMUKAINU, HEJTUHE-
HBIM Pa3Ie/IAomuM PYHKIUIM COOTBETCTBYIOT JIMHEHHDBIE PA3IesIsIO-
mue (pyHKIUN B IPOCTPAHCTBE IPU3HAKOB, T.€. IPUMEHSIETCH TEXHUKA
Anep.

Jluneitnas e-HedyBCTBUTE/bHAsT (DYHKIUS [TOTEPb — 9TO (DYHKIIUASA

BHIA
L(Z,y, ) = ly = [(Z)]e = max{0, |y — f(Z)| — €}, (2.62)
e f— npousBosibHast Pynkius Tuma R"™ — R.
[Iycrs &€ = (&1, ..., &) — BEKTOP NEPEMEHHBIX MATKOIO OTCTYIIA,
rie & = Lﬁ(fi,yi,f), 1=1, ..., L

AHaJIoru4uHO, €-HEeUyBCTBHUTEIbHAS KBaApaTU4YHas (DYHKIUS I0-
TEPb OIpEAEsIeTCs TaK:

Ly(@,y, f) = (ly = F(@)]e)*. (2.63)

3ajava MUHEIMU3AMUU B CJIy4dae KBaJApaTUdHON HyHKIUU
noTeph.

B ciyuae xBagparudHoii QyHKINKM TOTEPh MUHUMHU3UPYETCA Be-
JITINHA

l
@]+ C Y " LY (Zi, i, f),
i=1
rae C' — nosoxkurenbHast KoHctanTa. Janee f(z) = (w - ) + b.

Mpb1 OysieM MUHEMUBUPOBATH (DYHKIIUIO TOTEPH IPHU (PUKCHUPOBAH-
oM € > (0. [lyist 9TOr0 B ONTUMU3AIMOHHYIO 3aJa9y BBOJATCS Iepe-
MeHHBIC & 1 &, ¢ IOMOIIBIO KOTOPBIX KOHTPOJHPYCTCS OTKJIOHCHHE
OCTATKOB perpeccuu B OOJIBINYIO WM MEHBIIYIO CTOPOHY OT 3aJIaHHON
TDAHUIIBI €.

[Tapamerp C BBOAMTCS [T yUeTa OajaHca MEXKIY CIOKHOCTHIO
PErpecCUOHHON TUITOTE3bI U CyMMO# BEJIMUUH KBAJIPATUIHBIX OCTAT-
KOB JIJISI 9TOU T'AIIOTE3HI.
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[Ipsimast 3a1a98 MUHIMUBAIUK B CIy9Yae KBaIPATUIHON (DyHKIIN
norepb (2.63) npu GukcupoBaHHBIX 3HaueHUsiX HapamerpoB C' U €
dopMyIupyeTcs caeayIonuM 00pa3oM:

l
[@]* +C Y (& + &) — min

i=1

L (2.64)

Ha npakruke napamerp C moabdupaercs IyTeM IIPOIeLyPhl THIIA
repebopa Jjist JaHHOH 00yvaroIeil BLIOOPKH.
Jlarpam:xkuaH mpsiMOil 33149 3aIUINEM B BUJIE

l
N PR | .
L(w,0,6,€,a.4) = S |[o]* + 5C ) (& +&) +
=1

l
+ E ai((u_)-a_ci)—i-b—y,;—e—fi)-i-
i=1
!
+ E ai(yi — (0-z;) —b—€e—&),
i=1
rie a=(ay, ..., ) uad= (a4, ..., &p).
3aMerTnM, 9TO TaK Ke, KaK B 3ajiade KJacCuUKAIUu, YCJIOBUs
& 20, & = 0 MOXKHO OIlyCTHTD, TaK KaK BCsiKoe pemienue, rje § < 0
win & < 0, moxkHo 1peobpazoBath B pertenne & = 0 wiu & = 0.
sl oncka MUHUMYMa IPUPABHUBAEM K HYJIIO YaCTHBIE ITPOU3-
BOJIHBIE JIATPAHKUAHA 110 TEpEMEHHBIM W, b, &, &. I3 paBeHCcTBa HYJIIO
IIPOU3BO/IHOM 110 W MOJIydaeM BhIPaXKeHHe JIJIsi BECOBOI'O BEKTOPA

l
w = Z(dz — Odz).i'z (2.65)
=1

W3 paBencTBa HYJIIO MPOU3BOIHON 110 b mosrydaem



W3 paBencrBa HYJIIO0 MPOU3BOIHBIX 1O &; U é osydaeMm & = %ai u
él- = %di JIJIST BCEX 1.

Bamernm, 4To Jiisi JIEOOOTO JIOIYCTUMOTO perenus 3a1a4dn (2.64)
BbinoHeHo &;&; = 0 a1s1 Beex 4. [109TOMY JuIst ABOfICTBEHHOMN 3a1a4u
oymer a;c; = 0.

CoorBercTByIOIIast ABOMCTBEHHA 331898 (DOPMYJIUPYETCS CJIETY-
FOIIIUM 0Opa30M:

l l
Zyz(dz — Oél') — EZ(dl + Oéi) —
i=1 =1

l
1 . A o 1
-5 > (G — i) (b — ay)((Ti - Z5) + dis) — max
Z?J:1

l
PU YCJIOBUSX Z(di —a;) =0,
1=1

a; 20,0, 20, 0=1, ..., [ (2.66)
rje 0;; = 1 Torja u TOJILKO TOrja, KOrja i = j.
Yenosua Kapyma-Kyna—Takkepa ciemyromue:
ai((w-2) +b—yi—e—&)=0,i=1, ..., 1,
Qi(yi — (- %) —b—e—&)=0,i=1, ..., L (2.67)

U3 ycnosuit Kapyma—Kyna—Takkepa (2.67) caemyer, 9ro st Beex
BEKTOPOB BBIOODKH T;, MOIABIINX B CJIOH pa3Mepa € BOKDYT THIep-
IJIOCKOCTH perpeccuu, Boinojneno a; = &; = 0. Ilosatomy B cymme
(2.65) cooTBETCTBYIOIIHE CIaraeMble OTCYTCTBYIOT (“OIMOPHBIX BEKTO-
pPOB” CTAHOBUTCsI MEHbIIE), U PEIleHne 3a/a9i HAXOXKJICHUS MaKCH-
MyMa B JBOMCTBEHHOU 33/a4e yIIPOIIAeTCd.

BameTuM, 9TO Jijist OIOPHBIX BEKTOPOB T BBIIOJIHEHO (10-T;) +b <
y; —enmn (W - T;) +b > y; + €.

Hacko/IbKO yMeHbIIaeTCst YUC/IO MapaMeTpPoOB v, (v, 3aBUCHT OT
B3aUMHOI'O PACIIOJIOKEHNST BEKTOPOB BBIGOPKHU. OOBIYHO TAKOE yMEHb-
[IIeHUe [TPOUCXOJUT TPHU YBEJUYEHUU € JIO OIPEEJIEHHOrO Ipejera,
[P STOM YBEJINIUBACTCS TOYHOCTh PErPECCUN HA TECTOBOM BBIOOPKE.
[Tpu jpanbHeiineM yBeJUIeHU € 3Ta TOYHOCTD HaIaeT.
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Anepnas Bepcusi 3amauyu perpeccun. [[ocKobKY BEKTOPBI
BBIOOPKH BXOJST B ONTUMHU3AIMOHHYIO 38/1a9y TOJIBKO 9epe3 CKAJISP-
HbIE [IPOU3BEJIEHUS, MOXKHO HCIIOJIb30BATH 0TOOpParXKeHNE B IIPOCTPAH-
CTBO NPU3HAKOB U NEPENTH K sIJIEPHON BepCHH.

Anepuast Bepcusi pesysabrara (pOpMyIUPyEeTCs CASTYIONUM 00pa-
30M.

Teopema 2.9. 3adana ewbopra S = ((Z1,y1), --., (T1, 1)), 20e T; €
X uy; € R. Henoavsyemea npocmpancmeo npusnaxos, 3a0a6aemoe
adpom K(Z,Z).

ITycmo &, &, 2de & = (aq, ..., oq) u& = (41, ..., qp), 4644~
10MCA PEWEHUAMU KEAOPAMUYHOT ONMUMUIAUUOHHOT 34004

l

!
Zyz(dz — Oéi) — GZ(CAYZ + ai) —
=1

i=1

l
L . ) o 1
—3 Z (65 — i) (G — o) (K (4, T5) + 65”') — max
ig—1

l
NPU YCAOSUAT Z(&l —a;) =0,
i=1

a; =20, & =>0npui=1, ..., . (2.68)

l
ITyemv maxorce f(z) = > (& — ;) K(Z,T) + b, 2de b svibupaemcs
i=1
max, wmobw f(Z;) —y; = —e— (&; — ;) /C daa npoussosvrozo i, 0z
Komopoz2o a; > 0 uau &; > 0.
Tozda Ppyrruyua f(T) sxeusarenmma 2unepniOCKOCAU 6 NPOCMPAH-
cmee npusnakos, onpedessemom sopom K(Z;, T), komopas pewaem

3adawy onmumusayuy (2.64).

3amaya MUHUMU3AIMN B CJIy4dae JUHeHOU (PyHKIUU I10-
Tepb. AHATOTHYIHBIM OOpPA30M pPacCCMATPUBAETCS 3aJia9a PErpecChun
npu JimHelHo# GyHKiun norepsb (2.62). MunuMuU3MpYeM BeJIMIUHY

I
@l +C Y L (@i, i, f),

=1
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e f(Z) = (w-Z)+b, C' — moa0KATENbHBII TTApAMeTP, KOHTPOJIHPYTO-
il GaIaHC MEXKLY CJIOKHOCTBIO PEIrPECCUOHHON THIIOTE3bI U CyMMOii
BEJIMINH JINHEHHBIX OCTATKOB JIJIST 3TOI I'UIIOTE3bI.

[Ipsamag 3ama9a MEHAMA3AOUU B CJIydae JHHEHHONH (pyHKIMK 1I0-
Tepb (2.62) npu buUKCHpoBaHHBIX 3HaUeHUsIX napamerpos C' u € Gpop-
MYJTUPYETCs CJIEYIONNM 00pa3oM:

!
lo]> + C ) (& + &) — min

i=1

npu yciosusix ((w - Z;) +b) —y; < e+ &,
yi — (@ 2:) +b) < e+,
£,6=0,i=1, ..., L (2.69)

Ha npakruke napamerp C' mombupaercs ImyTeM IpOIeayPhl THIIA
nepebopa s JTaHHOM 00yJaroneil BHIOOPKU.
Jlarpam:xuaH IpsMoOil 3a/1a91 UMeeT BUJ

l
N S 1, _ -
L(w,b,€ € & a7, 7) = o||@]* + C D (& + &) +
=1

l
+) (@ Z) +b—yi—e— &)+

i=1
I
+Z@i(yi* (W %) —b—e—&)—
i=1

l

!
D (2.70)
i=1

i=1

FﬂeaiZO,@iZOHTiZO,TA’iZO.

CoorBercrByoras npsiMoit 3ajade (2.69) aBoiicTBeHHAs 3aa9a
[OJIy4aeTCsl U aHAJIM3UPYETCsl TaK ¥Ke, Kak B pasjese 2.6.2 (cirydait
JIMHEHON HOPMBI).

st oncka MUHUMYMa TPUPABHUBAEM K HYJIIO YaCTHBIC ITPOU3-
BOJHbBIE JATPAHZKHAHA 10 EPEMEHHBIM W, b, £, & 1 moJIydaeM BbIpa-
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2KEeHHe IJIgd BeCOBOI'O BEKTOpPa
l
=1

W3 pasencTsa HyJIIO IPOU3BO/IHOM 110 b mosTyyaeM

Kpowme storo, moxygaem yemoBust C —a; —1;, =0u C —&; — 7, =0
npu ¢ =1,...,L.

[Toxcrasisiem atu yesosus B tarpanxkuad (2.70) u mosydaem dop-
MYJIUPOBKY JIBOMCTBEHHON 3aIa4N:

l

l
Zyl(ézl — ai) — 62(@1 + Oé,') -
i =1

l
_% Z (& — a;)(&; — o) (Z; - Tj) — max

l

[PU YCIOBUSAX Z(di —a;) =0,
=1
& 2 0,a; 20,

Ogai,diéC,izl,...,l. (272)
Yenosua Kapyma-Kyna-Takkepa umeior Bu:
ai((w'i‘i)—i-b—yi—e—&) =0,
Gi(yi — (- %) —b—e—§&) =0,
(a; = C)& =0, (65 — C)& =0,
&6 =0, aydy =0, i=1, ..., L (2.73)

OnopHble BEKTOPBI — 3TO T;, AJjIsI KOTOPbIX ; > 0 mwm & > 0. Ecim y;
HAXOJIUTCSI BHE CJIOST pa3Mepa € BOKPYT ONTUMAJIbHON TUITEPIIIOCKOCTH
(runeprioBepxuoctn), To o; = C win &; = C.
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Hepagencrsa 0 < a; < C i 0 < &; < C' MoryT OBITH BBITIOJIHE-
HBI TOJIBKO JIJIsl BEKTOPOB Z; PACIIOJIOYKEHHBIX Ha I'DAHMUIIE CJIOS.

BekTops! T;, y KOTOPBIX 3HAUEHUS Y; PACIOJIOZKEHBl BHYTPH CJIOS,
3aBeJIOMO He fABJAIOTCA onopHbIMU. s aux oy = 0 m &; = 0, Tax
KaK B 9TOM CJIy4ae BBIIOJIHEHbI HepaBeHCTBa (W - T;) + b —y; < € u
yi — (@ - Z;) + b) < € u upu srom & = & = 0.

BecoBoit BekTOp — JiMHEliHAs KOMOMHAIUS OMOPHBIX BEKTOPOB

l
W = Z(dz — Odz).i‘z
=1

QyHKIUs JUHEHHON perpeccun UMeeT BUJ;:

,ZLJIH IIPOCTPAHCTBa C AJIPOM ,ZLBOI‘/JICTBGHHE%H 3alada UMeeT BUJL:

l

l
Zyi(&i — ;) — EZ(@i + ;) —
=1

i=1

l
1 R R o
—3 E (& — ;) (&5 — o) K(Z4,Z5) — max
ij=1
!

[P YCJIOBUSIX Z:(ézZ — ;) =0,
i=1
Oéai,&i gC, iZl, cey l.

DyHKIINA PErpecCun JJisd siIEPHON BEPpCUM UMEeT BUJ:
F(@) = (64— i) K (2, ) +D.

2.9.2. I'pebHeBas perpeccusi B ABOMCTBEHHOI (popme

['pebueBast perpeccust MOXKeT ObITH IIPEJICTABJIEHA KAK YaCTHBIN CJIy-
4Jaif perpeccum ¢ OIIOPHBIMH BEKTODAMU IPHU €-HEIYBCTBUTETbLHOU
KBaJpaTHIHOil dyHkmn norepsb (2.63), riue € = 0.
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[TponmocTpupyeM pelrenre 9Toi 3a0a4dnd KaK JacTHBIA Cirydait
perpeccun ¢ OMOPHBIMHU BEKTOpaMu B ciaydae € = (), He3aBUCUMO OT
pe3yaIbTaToOB pazjena 2.8.2.

BBomuMm mepemeHHBIE MSTI'KOIO OTCTYIIA, KaK 9TO OBLIO CIEIAHO
pazmese 2.8.1; npu 3TOM MBI Oy/IeM UCIIOJIb30BaTh Te 2Ke 0003HATEHUS
pPACIIAPEHHBIX ITEPEMEHHBIX.

Tornma dbyuKIUs perpeccuu ¢ PacIIUPEHHON ITepeMeHHol & Oyer
UMETH OJTHOPOJIHBIN BUJT

f(@) = (@ - 7).
PaccmarpuBaerca nipsimast 3a1ada MUHUMA3AIAN
l
MJw||? + 2512 — min
i=1
npu yeaosuu y; — (W - &) =&, 1 =1, ..., L.
B srom cirydae Jsrarpan:kuaH UMeeT BHJL
l l
Lw,§,a) = Ma|* + > &+ ailyi— (&) - &).  (2.74)
i=1 i=1
[TpupaBHUBaeM K HYJIIO YaCTHBIE MPOU3BOJIHBIE JarpaHkuana (2.74)

HO’U}jI/I&jZ

l

OL(w,§, @) . .
50 =2 \w — Z a;x; =0,
=1
2& — O = 0
upu ¢ = 1, ..., . Orcroma BeIpaykaeM BeCOBOI BEKTOD (DYHKIUU pe-

rpecCud U IMEepPEeMEHHbIEe MATKOT'O OTCTyHa 4Yepe3 IepeMeHHbIe JIBO-
CTBEHHOU 3aJa4u:

- 1 -
W= oy o; T,
i=1
o
&= EZ



[TpenBapuTeIbHO BBIYUCTIM

L 1 L
AMw-w) = Y Z ;05 (Z; - &),

l l
. 1 U

[MoxcraBum 51U BhIpazkeHust B (2.74), noxydnm 3a/1ady B JIBONHCTBEH-
Hoit dpopme

! !
_ 1 L
W(a) = Zyiai o Z ;05 (Z; - &) —
i=1

ij=1
1 l
~ Z o? — max. (2.75)
i=1

DTy 3a/1a9y MOYKHO IePernucaTb B BEKTOPHOI (opme

1 1
_ _ S~ .
W(a)=ya— —~aKa— —-a'a — max,
4\ 4
e K — marpuna 'pama, sjeMeHTaMu KOTOPOH SBJISIOTCS [TOIIAPHDBIE
CKaJIAPHbIE IIPOU3BeJIeHNsT BeKTOpoB K j = (T; - &j).
[TpupaBHuBasi K HYJIIO YacTHBIE IPOou3BoIHbIe W (&) B BBIpazKeHUN
(2.75) 1O (v, TOJIyYINM CHCTEMY YDABHEHHUIA, 3AIIMCAHHYIO B BEKTOPHOM
BHJIE

PeIJ_IeHI/Ie 9TOI'O YpaBHEHUA B BEKTOPHOM BHJIC 3allUCBIBACTCA TaK:
a=2\K + )y (2.76)

[Toryuaem ypaBHEHUE pEerpeccuu B IBOWCTBEHHOI dopme.
IIpencraBuM cKaJIgpHOE TPOU3BEJIEHUE PACIIHPEHHOIO BECOBOI'O
BEKTOPA U BEKTOPa PACHIMPEHHBIX II€PEMEHHBIX



Tle @ = (al, ce Oél), k= (kl, ce kl) upu k; = (.TNZZ.%)

Marpuna K sasigercs cuMmMmerpudeckoii, nostomy K' = K. Tlo
CBOICTBY TpaHCIOHNpOBaHus npousseaenns marput (AB) = B'A' u
(2.76) nmeem

& =227 (K +XI)7.
Orciona MYHKIUST pErpeccuu MMeeT BU/I
f(@) =@ %) =7 K+ M) k. (2.77)

OTMeTuM OJIUH HEJOCTATOK JAHHON TOCTaHOBKHU. 110CKOIBKY duc-
JIO TIAPAMETPOB (v; PABHO YHCJIY | 3JIEMEHTOB BBIOODKH, pa3mep obpa-
maemoit maTpuribl K + A\l paBer [ X [, 1 MbI HEe MOKEM HCIOJIH30BATH
JJIsI OOYYeHHsI CJIMIITKOM OOJIBIIYIO BHIOOPKY.

B ciiygae 60/bIux BHIOOPOK MOXKHO Pas3fe/isiTh JAHHBIC Ha IPYII-
bl U CTPOUTH THIEPILIOCKOCTH PErPECCHH IS KarKI0M TPYIIIbI OT-
JAeJIbHO. HpI/I 9TOM BO3HUKaAIOT IIpO6ﬂel\/lbI CTBIKOBKH Ha TI'DaHHIlaX
TPYIIIL.

Henuneitnas rpebHeBast perpeccus ¢ moMoIibIo sjiep. /1soii-
cTBeHHast (POPMa PErPecCuu CIy?KUT OCHOBOM 711 00001eHnst TuHeii-
HOIl perpeccuu JI0 HeJIMHEIHHO# ee (DOPMBI B IIPOCTPAHCTBE IPU3HAKOB.
st sroro BeOsuTCst sipo K (T, 7).

PaccmoTpuM cxeMmy MoOCTpoeHHsI HEJIMHEHHO perpeccuu B IIPO-
CTpaHCTBe MPHU3HAKOB Oojiee momapobHO. Pacemorpum orobparkeHne
¥ — ¢(Z) B mpocTpaHCTBO NpU3HAKOB Gosbmieil pasmepnoctn RY.
Torna ckanaproe npoussesenne 8 RY nopoxmaer sapo K(%;,%;) =
(6(1) - ().

Marpuma ['pama K umeer Bun

K(Z1,21), ..., K(Z1,3)

K(Z2,21), ..., K(Z2,%;)
K=

K(zy,21), ..., K(Z1,%;)
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BekTop Z 6ymer nmerh BuI

K(jbj)

[Tpoo6paszom rumepiiiockoctr (2.77), MOCTPOECHHON B MPOCTPAHCTBE
npusnaxos RY, o obpazam BekTopos ¢(Z1), ..., ¢(Z;) upu orobpa-
JKEHUU ¢) SBJISIETCST HEJIMHEHAsT TIOBEPXHOCTh

/(@)

=Yy
rie z = (z1, ..., 21),2i=K(&,Z;)upui=1, ..., L

st nocrpoenust HemHeitHol nosepxuocTu (2.78) coscem He 0bsi-
3aTeIbHO 3HATH KOHKPETHBIA BU 0TOOPasKeHUs B IPOCTPAHCTBO IIPH-
3HAKOB, JIOCTATOYHO 3HATH s71po K (T, Z).

Hpyroit, 6osiee npsimoii, MeTos mosyuenus: dhopmyssl (2.78) mpu-
BeJIeH B pasjene 5.9.3.

OcHOBHOIT 1TPOGJIEMOIl TIPY PENIeHNN TAKUX 3a/a9 SIBJISETCS MOI-
6op spa, HAMIYIITHM OOpa30M TOIXOJAIIErO I Pa3JIe/IeHnsT UC-
XOJIHBIX JIAaHHBIX. JIpyras npob/iema 3aK/I09aeTcst B yJIaqHOM 10160~
pe HopMmasm3yromero mapamerpa . ljasg ee pemrenmst paspaboTaHbl
CIIeNUAIbHBIE AJITOPUTMBI.

'+ K) 7z, (2.78)

BeposiTHOCTHBII aHAJIOT U3JI0YKEHHOI'O BBIIIIE CIIOCODa TOCTPOEHUS
perpeccu ¢ IpOU3BOJILHBIM siJIPOM Ha3bIBaeTCst kpuzunzom (Kriging).
[Tpu BepOATHOCTHO# TOCTAHOBKE BEKTOPHI X1, ..., L] ABJIAIOTCSI CJIy-
YAHBIMU BEJIMYMHAME, [IPUA 3TOM 33/IaH BUJI KOBAPUAIMOHHON (DYHK-
mun R(Z;,%;) = E(Z; - ;). O6bIYHO IpeAIoaraeTcs, ITo BUJ Be-
POSITHOCTHOT'O paclpesie/leHusl, TeHepUPYIOIEro BEKTOPHL X1, ..., Iy,
M3BECTEH C TOYHOCTBIO JI0 HEOOJIBIIIOTO YHCJIa [TapaMeTPOB.

2.10. Hemnueiinass onnTuMu3aius

OcnoBHBIC npenMyniecTBa METO/La OIIOPHBIX BEKTOPOB CBA3aHBI C UC-
II0JIb30BaHHNEM ,H,BOfICTBeHHOfI 3aJa9 OIITUMHU3allH. ,HBOIL/'ICTBGHHELH
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3a/1a9a ONTUMU3AINH HE TOJBKO YIIPOIIAET MPAHINIHBIE YCIOBUS B 3a-
Jade ONTUMU3AIANA, HO M JaeT IPEJCTaBIeHue BECOBBIX KO3 DUIIM-
€HTOB pPa3JIeJIsIioNeli IUIepIIOCKOCTH ([IOBEPXHOCTH) Yepe3 OOPHbIe
BEKTOPBL. JTO IPEACTABIEHNIE He 3aBUCAT OT PA3MEPHOCTH IIPOCTPAH-
crea. OHO mpejcTaBisier coboi MeToJ, cxKaThsd MHPOPMAIIUK, COIEP-
JKarreiics B obydaromeil BEIOOPKe.

B sToMm pasaese paccMaTpUBAIOTCsT TOCTAHOBKY MPAMON W JIBOII-
CTBEHHOM 3aJaY ONTUMU3ALNN, IPUBEIEHbI OCHOBHBIE UX CBOMCTBA.

Ilpsimas 3a/1aya onTUMU3ANUHA. 33/ [aHbI BEIIECTBEHHBIE (DYHK-
i f(w), gi(w), hiy(w),i =1, ..., m, onpenenenusie Ha R", w € R™.
Heobxomumo maiiTn

inf f(w) npu ycmoBusix

w
gi(@)<0,i=1, ..., m, (2.79
hi(®) =0,i=1, ..., m. (2.80

OO\]
\_/\_/

[TocseiHue JBa yCI0BHsT MOYKHO 3aIMCaTh B BeKTOpHOM Bujie §(w) < 0
u h(w) = 0. Iycrs

Q={weR":g(w)<0,h(w) =0}

— obaacmd donycmumocmu, peweHul.

Pewenue 3adayvu onmumudayuy — 3TO TaKOW BEKTOp W™, 4TO
w* € Q u ve cymecrByer w € R™ takoro, uro f(w) < f(w*). Unpimu
CJIOBaMHU, Ha BEKTOPE W* JTOCTUTAETCS 2400aAbHvt MUHUMYM (DbYyHK-
muu f. Eciin maHHOE CBOWCTBO BEPHO B HEKOTOPOW OKPECTHOCTH W™,
TO TIOJIyYaeM OTpeIeIeHre A0KaAbH020 MUHIMYMa,. OyHKINA f Ha3bI-
BaeTcs yeaesoli PyHKITHENR.

Ecrm f(w) — kBajgpaTnanas GyHKINA OT KOOPAWHAT W, a § 1 h
— JinHeiHble PYHKIMA, TO Takas 3aJada ONTUMU3AIMA HA3bIBAETCS
zaadeil KeadpamuuH020 NPoepaMMUPOSAHU.

Oyukiust f Ha3bIBaeTCs BBIMYKJION, eC/id Jijist BceX w,u € R™ u
0 < A < 1 BBIOJIHEHO

fo + (1 =Nu) <Af(w) + (1= A)f(a).

Teopus Jlazpanostca — 3T0 cjiydail, KOTJIa UMEIOTCS TOJIBKO YCJIOBHUSI
h(w) = 0. Jlarpamxkuas umeer BUJ

L(w, B) = f(@) + Bh(®).
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Heobxomnmoe yciioBue MEHIMYMA

oL(w.f) _ 4
ow ’
OL(®.fB) _;
B

DTO yCJI0BUE SIBJISIETCSI JIOCTATOYHBIM, €C/In (PYHKIUs L BBILY KA.
[Tpu obreii ocranoske 3aza4u (2.80) sarpaHKuas uMeeT BUJ

m m
L(w,a,B) = f(0) + Y _ cigi(w) + > _ Bihi(w) =
i=1 i=1
= f(@) + ag(w) + Bh(w).
BoiicTBeHHas 3ajia4ya onTuMu3anuu. /[BoiicTBeHHas 3a/a9a

ONTUMUBAIUU YaCTO IPOIIe, YeM MpsMasi, TaK Kak y Hee OoJiee mMpo-
CThle TPaHUYHBIE ycyioBus. [IycTh

O(a,B) = inwa(&,ﬁ, w).

,HBOfICTBeHHaH 3a/la9a OIITUMHU3AIINN 3aKJ/II0O9aeTCA B TOM, 4TOOBI Hali-
TN

max O(a, ) upu ycaoBusxX
(@.B)

a;=20,e=1, ..., m. (2.81)
Huxe npuBoguTcst ciabast TeopeMa IBORCTBEHHOCTH.

Teopema 2.10. ITycmv eexmop w ydosaemsopaem ycaosusm (2.79)
u (2.80) npamoti 3adavwu onmumusayuu (6 wacmmocmu, on ModHcem
6vimo pewenuem npamoti 3adavu), a (&, ) — pewenue deoticmsentol

sadawu (2.81). Tozda f(w) > O(a, ).

Zloxazameavcmeo. Umeem

w
Bnech ag(w) < 0, Tak kak a = 0 u g(w) < 0, h(w) =0. A
HernocpeIcTBeHHO U3 T€OpEeMBI MOJTydaeM

147



CanencrBue 2.2. 3nauenue pewerus deoticmaennoti 3adavy ne npe-
60CTOUM 3HAYMEHUS PEULEHUS NPAMOT 36004

sup{O(a, B) : @ > 0} < inf{f(w) : g(w) < 0, h(w) = 0}.

Eiie omHo citesicTBre U3 9TO# TEOPEMBI JIAET JOCTATOYHOE YCIOBUE
JIJIsI TOTO, YTOOBI 3HAYEHUsT PEIICHNI MIPSIMON U JIBOMCTBEHHON 3818
COBIIa/IAJIN.

Cnencreue 2.3. Ecau f(w*) = O(a*, *), 2de a* > 0, g(w*) < 0,
h(w*) = 0, mo w* u (&*, B*) — pewenus npamoti u deoticmeennot
3a0ay cOOMEEMCMBEEHHO.

B smom cayuae maxorce a*g(w*) = 0.

Jlokazamenvcmeo. B ycioBusix cjejcrBusi B HepaseHcTse (2.82)
JIBa KpaflHUX UIeHa pPaBHBI, IIO9TOMY OHO SIBJISIETCSI PABEHCTBOM. B
gacrnocty, f(w*) = inf L(a, &*, %) n a*g(w*) = 0. A

JocraroganiM yCﬂgBHeM CYIIECTBOBAHUS PELICHUS IIPAMOM 1 JBOTi-
CTBEHHOI 3aJa4l sIBJISIETCS CYIIECTBOBAHUE Ced.A0601 TOUKHU JIarPaH-
sxuana. s ceyioBoit Touxn (0¥, &, %) M0/IAKHBI BBIIOIHATHCA HePa-
BEHCTBa

L(w*, &, B) < L(w*,a*, %) < L(w, a*, B*)

IJIsT BCeX w, @, 3.
Jpyroe jocTaTodHOe yCJI0BUE PABEHCTBA 3HAYEHUN peIeHuil mpsi-
MOJ M JBOUCTBEHHON 33aJa44 JIAHO B CJICJYIOIIE TeopeMe.

Teopema 2.11. Ilycmo obaacms donycmumocmu 3adavwy £ — 6vi-
nyk.aoe nodmmoscecmeo R, dynwyuu h, g — addunnvie (m.e. h;(w0),
gi(w) umerom eud A;w + b;, 20e A; — nexomopas mampuya). Tozda
3HaveHUA pewenuti npamot u deoticmeennol 3aday cosnadaiom.

Teneps cchopmyaupyeM OCHOBHYIO TE€OPEMY BBIIIYKJIOH OITUMU3aA~
muu — Teopemy Kywna—Taxkepa.

Teopema 2.12. [Iycmwv obaacmsd donycmumocmu 3adavy ) — 6ol
nyx.aoe nodmmooicecmeo R, dynrkuus f — ewnykias, dywkyuu h,
g — afpunnvie (m.e. hi(w), gi(w) umerom eud Az + b;, 2de A; —
HEKOMOPAs MAMPUYQW).
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Toz0a sexmop w* asssemcesa pewenuem npamot 3adavu

inf f(w), w € Q, npu ycrosuax
g(w) <0,

h(w) =0

moada u moavko moeda, xKozda cywecmeyem napa (&*, ) makas,
Ymo

OL(w*, a*, B*) 5

ow ’

OL(w*,a*, %) ~
B il (2.83)
a; gi(w*) =0, (2.84)

gi(w*) <0,

a; 20,i=1, ..., m.

VeII0BIST OCTUZKEHHST MAKCHMYMa, 110 [3 JIMHEeHHO# 110 & 1 3 hyHK-
mmn L(w*, &, B) 3amatores yemosuamu (2.83); OHM SKBUBAJEHTHBI CO-
BOKyIHOCTH ycioBuit: hy(w*) =0,i=1, ..., k.

Vesosus makcumyma dynknun L(w*, &, ) o of comepxarcs B
ycaoBusix (2.84), Taxk kak mpu « > 0, Ka)k/0e Takoe yCJIOBHE IIpe-
Bpaiaercs B yciaosue ¢;(w*) = 0 (4T0 5KBUBAJIEHTHO PABEHCTBY HYJIIO
npoussouoit L(w*, &, B) mo a;), a npu g;(0*) < 0 B TOUKe MaKCHMY-
Ma byakimn L(w*, &, 3) T0mKHO GBITH af =0.

YeqoBust (2.84) naseiBatorcs yeaosuamu Kapywa—Kyna—Taxkepa.
OnHM 03HAYAIOT, YTO €CJIU PEIIeHNe 3a/[a9l ONTUMU3AIIH JTOCTUTAETCS
Ha TPaHUIE 4-I0 ycjaoBus, T0 o) > 0, B mpoTuBHOM ciydae ¢ = 0.

Ksazaparundroe nnporpamMmMupoBanme. PaccMoTpum 3a1a4y KBaI-
PATUYHOIO MPOrPAMMUPOBAHUS

1 _
5u‘/Qw — kw — min
upu ycaosuun X w < G, (2.85)

re Q — (n X n)-110JI0XKUTEIHHO OIIPe/IeJIeHHAs] MATPHIIA, k — N-BEKTOP,
€ — M-BEKTOD, W — M-BEKTOP HEM3BeCTHLIX, X — (M X m)-marpuia.
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JloryckaeM, 9TO yCJIOBUSI OIPEJIEIISIIOT HEIIYCTOE MHOXKECTBO BEK-
TopoB. Torma 3a7a1a MOXKET OBITH IePenrucatHa B BUJE: HAUTH MAKCHU-
MyM

max (n%n (;w’Qw —kw + &/ (Xw — E))) (2.86)
npu yciaosuu & = 0.
Murnmym 1o @ B (2.86) gocruraercs nmpu
w=Q Yk - X'a).

[Moxcrasasiem 1o BbIpazkenue B (2.85), MOIyINM JBONCTBEHHYTO 3a-
Aady

1 o1,
—ia/Pa —a/d — §k/Qk — max

npu ycaosuu @ = 0, (2.87)

me P=XQ X' d=¢— XQ k.
,HBOfICTBeHHaH 3aJavda TaKzKe ABJIAeTCA KBa,ZLpaTH‘IHofI, HO ec€ I'pa-
HUYHBIC yCJIOBUA MPOIIE, YeM y IIPAMON 3aJa4u.

2.11. KoudopMHBIE TIpecCKa3aHUS

Bagana seibopka S = ((Z1,y1), --., (ZT,y1)), tme & € R™ u y; €
{-1,+1} upu 1 <i <L

[Ipu perennn 3a1a4n KiraccuUKAIUU € TTOMOIIHIO PA3JIeJIAoNeit
TUIEPIIOBEPXHOCTH PA3JIMIHBIE TTPUMEDPHI U3 BEIOOPKY KJIACCUDUITUPY-
I0TCs ¢ Pa3HOU cTeleHbio KadecTBa. Mepa kKadecTBa Kiraccudukaum
upumepa (T, y;) — Mepa HeKOH(DOPMHOCTH — Obljia BBejIeHa BOBKOM
u Tammvepmanom [42]. Mepa HEKOHMDOPMHOCTH TPUMEHSIETCS JJIsT [0~
BhIIIEeHUsT 3(DPEKTUBHOCTH U3BECTHBIX AJITOPUTMOB HA OCHOBE HOBBIX
CTIOCOOOB OIEHKM YPOBHS JTOBEPHUS K PE3yJIbTaTaM UX PabOTHI. DTH
c1ocoOBI OIEHKU HOCAT OOIIHUil XapaKTep U HPUBOISAT K COCTOSTE b=
HBIM aJITOPATMAaM IIPU OYeHb OOIIUX BEPOSTHOCTHBIX IPEJIITOJIOKEHM-
X 0 MEXaHU3MaxX NeHEPAIluU JAHHDBIX.
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Mpsr1 ontpeiesiiM Mepy HEKOH(MOPMHOCTH J/IsI KJIACCH(MUKAIIIH C T0-
morisio SVM. HarmoMHUM OCHOBHBIE TIOJIOXKEHUST METO/Ia TIOCTPOECHUST
MallliH Ha OHOPHBIX BekTopax (SVM). B merone SVM ncxonmbie Bek-
TOPBI T; OTOOPAIKAIOTCS B BEKTOPHI ((Z;) B IPOCTPAHCTBE MPH3HAKOB,
onpeseneanom sipom K (Z, '). Tlocse 3Toro, cTpouTes: pasensionast
IHIIEPIIOCKOCTD B TpocTpaHcTse npusnakoB. CoryacHo (2.43) BeKTOp
BECOB pa3/IeJISoNleil r'MIepIJIOCKOCTH BbIpaXKaeTCsl B BUJIE JIMHEWHOMN
KOMOWHAIIMN 00Pa30B OIOPHBIX BEKTOPOB:

l

Z a1¢

rie koaddurmenTsl Jlarpanka < BHIYACIAIOTCS B PE3yJILTATE pelle-
HUS IBOMCTBEHHOU 3aa9W OINITUMU3AIINU.

ITo Teopeme 2.5 B NCXOTHOM HIPOCTPAHCTBE COOTBETCTBYIOIIAs pa3-
JIeJISTIONIAsl TIOBEPXHOCTh UMEET BUJL:

Zyzaz xu ) +b.

Permraem ontumuszaruonnyio 3aga4y nocrpoerus SVM o Boibopke S,
IIPHU 3TOM OYJIyT BBIUUCIEHBI KOdddurnmenTs! Jlarpamxka a;. BozbMem
B KaueCcTBe Mepbi Hekongopmmocmu npumepa (T;, y;) 3Hadenne Koad-
dunmenta Jlarpamxka «;.

910 omnpeeieHne 060CHOBBIBAETCS CIeAY oMM obpasomM. U3 yeito-
uit Kapyma—Kyna—Takkepa ciienyer, aro a; = 0, ecju BeKTOpBI
é(@) IPABUJILHO KJIACCUMUIUPYIOTCS U JIEXKAT C BHEITHEH CTOPOHDI
OTHOCHUTEILHO TPAHUYIHBIX THIEPILIOCKOCTEH. OIOPHBIMU SIBJISIOTCS
T€ BEKTOPBI T;, JJIsi KOTOPBIX oy > 0. DTO Te BEKTOPHI, 00Pa3bl KO-
TOPBIX JIEXKAT HA TPAHUYIHBIX T'HIEPIIOCKOCTSIX WJIN K€ HElPaBUJIb-
HO UMM Kjaccudunupyorcsd. Takum obpaszom?, npumepsl ¢ a; = 0
UMEIOT BBICIIYIO CTENEHb COTVIACOBAHHOCTH C BBIDOPKOI, 110 KOTOPOU
HOCTPOEHA PA3JIEIAONIAsl TUIEPIIOCKOCTh (UM TUIIEPIIOBEPXHOCTS ),
a IPUMEDPBHI C MOJIOKUTEHLHBIMU 3HAYEHUSIMUA (v UMEIOT PA3IUIHYIO
CTEeIleHb COTJIACOBAHHOCTU C BHIOOPKOI, KOTOPasd TEM XyKe, IeM DOJIb-
11e 3HaYeHne ;.
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ITycTh BBemeHHAS Mepa HEKOH(MOPMHOCTH IPUMEHSETCS K IIPUMe-
py (Zi,yi). Oupenensiercst p-mecm (p-value):

{7 : aj > ]
pi = ] .
Ilo ompenmenernmio 0 < p; < 1. Majoe 3Hadenme p; O3HAYAET, UTO
upumep (T, y;) IMeeT OJ[HY U3 CAMBIX OOJIBIINX Mep HEKOH(DOPMHOCTI
CpeJ IPUMEPOB BBIOODKHU.

Ha ocHoBe BBeJIeHHOrO HOHSATHS p-TecTa B 42| npeiozkeH MeTa-
AJIPOPUTM JIJI BHIYUCIEHUS KOH(MOPMHBIX MIPEJICKA3AHNN C UCIIOIb30-
BanueM SVM.

[Iycrs mana seibopka S = ((Z1,y1), ..., (T1,4)) ¥ BEKTOp Tyy1,
KOTOPOMY HaJI0 IPUIKCATh MeTKy Kiacca y+1 € {—1,+1}. Banan
TaKKe YpoBeHb j0Bepud € > 0.

Merta-aaropurm:

Mg kaxkgoro y € {—1,41} peraem onTuMU3anMOHHYIO 33/ady
nocrpoenust SVM no Beibopke S = ((Z1,v1), -+, (T, w1), (T1e1,9)),
HaXouM 3HaveHus: Koddpdunuenton Jlarpamxka o, 1 < i <1+ 1mu
BBIYHCJIEM 3HAYEHUE P-TECTA

ey > e
[+1

p(y)

PesynbraTr paborsl ajgropurma:

e cciu p(y) < € JUIs BCEX ¥, TO AJrOPUTM He BBIIAET HUKAKOIO
pe3yIBTaTa;

e ccu p(y) = € It HEKOTOPOT'O ¥, TO BBIJIAEM B KAUECTBE PE3YIlb-
Tara TO 3HAYEHUE Y, JJisi KOTOPOro BeJIMIMHA P(Yy) MPUHUMAET
MaKCUMaJIbHOE 3HAYECHUE:

Y41 = arg m;uxp(y)-

[TomobHBIN TTOPSITOK AeificTBUil 0OOCHOBBIBAETCSI BEPOSITHOCTHBIM
Pe3yJIbTATOM, KOTOPBIN YyTBEPXKIAET, YTO IIPU HEKOTOPBIX BEPOATHOCT-
HBIX IIPEIIOJIOKEHUX O MEXAHU3ME IeHepaIluy IIPUMEPOB BBIOOPKH
p-TecT yuoBJeTBOpsieT ecrecTBenHoMy yciaosuio: P{p; < €} < €, tae
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P — mexoropas mepa Ha Habopax (i HHBAPpUAHTHAsST OTHOCUTEILHO UX
nepecTaHoBOK (1opobHee cM. B [42]).

Mepbl HEKOH(MOPMHOCTH CTPOSITCST MCXOMSI U3 CIEIUPUKN MOIe-
Jieil nanHbix. B Monorpadum [42| nocrpoersl Mepbl HEKOM(DOPMHOCTH
JIJIST aJITOPUTMOB OJimzKaiiiero cocesa, SVM, Gyncrpena, HEAPOHHBIX
ceTeil, pelaonX 1epeBbeB, I'PeOHEBO perpeccuu u aJropurma baii-
eca.

[IpuBemem npumep Mepbl HEKOM(MPOPMHOCTH I aJITOPUTMA KJIAC-
cuUKAIINT METOJIOM OJIMKAMIIEro cocea.

UNnest anropurMa k-OImKalmmx cocesieil 3aK/II09aeTCs B CJIETY-
foreM. J[ist TOro 9Tobbl mMpejickasaTbh METKY HOBOIO OObEKTa T, Ha-
xomsITest k OMMmKaMIMX O PACCTOSHUIO cocemeil 3Toro obbekTa. B
3ajiade KaacCupuKamum “‘MeToJI0M TOJIOCOBaHMsT  OOBEKTY ITPUITUCHI-
BaeTCsd MeTKa, KOTopas Hambojiee JacTO BCTpedaeTcs y OsmKafmmx
k 0OBEKTOB, a B METOJIE PErPECCHH MOYKHO B3sITh MEIUAHY UX METOK.

Paccmorpum npumepst (Z,y), rue & € R™, y € D, D — koHe4-
HOEe MHOXKeCTBO MeToK. [lomycrum, uro {Z1, ..., Tk} — MHOXKECTBO k
GiKaimux K & 00beKTOB U {Y1, ..., Yk} — UX METKH.

[Tycrs (Z,y) — Hekoropsrii ipumep. Oupeenm Mepy HeKOH(MOPM-
HOCTH 9TOTI'0O IpuMeEpa B BUJE OTHOIICHUA MUHUMAJIBHOT'O PACCTOAHU A
oT 00beKTa T JI0 OOBEKTOB T; C TOH Ke MEeTKOH 1; = Y K MUHUMAJIb-
HOMY PACCTOSIHUIO OT 3TOro 00beKTa T [0 OOBEKTOB I; C JAPYTUMHU
MeTKaMu Y; 7 Y:

. minléjék,yﬁy d(z, fj)

ming gjick g2y AT, T5)

[Tox paccrosiruem d(Z, T') moHuMaeTcss OOBIMHOE €BKJIUIOBO PACCTOSI-
HHE MEXKJY JBYyMsl BEKTOPAMHU.

Yem GosbIre BeMHMMHA (7 ), TeM OJIMIKe PACHIOIOKEH OOBEKT T K
APYTUM 00beKTaM, OTMEUYEHHBIM METKAMM OTJIMIHBIMUA OT ¥, T.€. TEM
GoJibIle cTeneHb HeKOH(MOPMHOCTH TIpuMepa (T, y).

2.12. 3agaum 1 yIrpakHeHus

1. /lokazaTh OCTaBIIYIOCS YaCTh YTBEPKIEHUs JIEMMBI 2.1.
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2. IlocTponTts oTobpaxkenuss K™ B MPOCTPaHCTBa IPU3HAKOB M CO-
OTBETCTBYIOLIUE [IOJIMHOMUAJLHDIE SIPa, JIJIS IOJIMHOMOB OOIIETro BUIA
u GoJiee BbICOKOTO Topsizika (kK = 3,4, ... ), a TaKyKe COOTBETCTBYIO-
e yHkimn kiaaccudukanun suja (2.25).

3. st 110001 cCUMMETPUIHOM MTOJIOXKUTE/IHHO OIIPeaeIeHHON Dy HK-
muu K (x,y) BbInoHEHO HepaBeHCTBO THa Komun—ByHsKoBCKOro:

K(z1,22) < \/K(l‘l,IEl)K(l‘Q,{L‘Q) st Beex o1, T2 € X, (2.88)

(VkazaHue: U3 IMOJOKUTEIBHON ONpeNeJIeHHOCTH (2 X 2)-MaTpuiibl
K(zj,xj) cienyer, 9410 ee cOOCTBEHHBIE 3HAYEHNST HEOTPHUIATEbHBIE.
[TosToMy TO K€ BEPHO U JJisi OIIPEIC/IUTEIsI. )

4. JTokaxxure, 9TO JJIsi JTIOOON CUMMETPUTHON ITOJIOKUTEILHO OITpe-
nesternoit dyukiyn K (x,y) 6yaer:

(i) K(x,z) > 0 qst Bcex x.
(ii) Ecan K (x,x) = 0 s Beex x, To K (x,y) = 0 111 Becex = u .

5. PaccmarpuBaercsa ruib0epToBO IPOCTPAHCTBO J dyHKIUN Ha
X, xoTopoe obJIaJaeT CAEAyIOMNM CBOicTBOM: dyHKIuoHAT f —
f(x) siBAsieTcst HeMPepBIBHBIM JinHeHHbIM (byHKIOHAIOM. [To Teope-
Me Pucca—@urepa 15 Kazxkgoro x € X cyrmectByer sjiemenT K, € F
takoii, uro f(z) = (K, - f). Bocupoussosiiee sijipo ompejiessiercst
rak: K(x,y) = (K, - Ky).

Joxazars, uro dyukmus K (z,y) = (K, - Ky) aBugercs cuMmer-
PUYHON U ITOJIOXKUATEHHO OIPEJIeIEHHOM.

6. Ilycrs Ky (z,y), K2(x,y), ... — CHMMETPUYHBIE TIOJIOKUTETHHO
omnpejnesiennbie gapa nHa X. Jlokazars, 9To ciemyronme ux KoMOUHAa-
UM TaK>Ke SIBIAIOTCS CUMMETPUYHBIMU TOJOKUTETHLHO OIpPeIeIeH-
HBIMU dJpaMM:

(i) a1 K (z,y) + aeKao(z,y), Tae aj, as = 0;
(i) K(z,y) = lim K,(z,y);
n—oo
(ili) Ki(x,y)Ka(z,y) (YKasaHue: HCIOIBL30BATL IIPEJCTABJICHIE IIO-
JIOXKUTEJIbHO onpeienentoit marpunpl (pama) B Buge K = MM');

(iv) K(A,B)= >, K(z,y),tne A, B — KOHEUHBIE [IOJ[MHOXKECTBA
r€A,yeB
X (910 PO HA MHOXKECTBE BCEX KOHEUHBIX HOJMHOXKECTB X ).

VKazaThb COOTBETCTBYIOIINE OTOOparKeHUsI B IIPOCTPAHCTBA IIPU-
3HAKOB.
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7. llpu onpenenenun B pasziesne 2.5 KaHOHHIECKOrO THIbOEPTOBA
IIPOCTPAHCTBA, MOPOKIEHHOIO SIAPOM, OBLIO OIIPEJEJIEHO CKAJSIPHOE
[IpOu3BeeHne Ha TOMOJHEHNHN J MHOXKECTBa, JIMTHEHHBIX KOMOMHAITHII
Fi:(f-9) = nh—>Holo(f"g")’ rae f1, f2,. .. M g1,92,... — HEKOTOPBIE DyH-
JlaMeHTaIbHbIE [TOC/IeI0BaTeIbHOCTH U3 JF1, cxomdammecs K f,g € F.
(i) dokaszaTh, 4To 3TOT HpEJEJI CYIECTBYET U He 3aBUCAT OT BbIOOpa
dyHIaMEHTAJBHBIX HOCIe0BaTeIbHOCTeN f1, fo,... W g1,G9,. ...

(ii) JokazaTh TakKe, 4TO KAHOHHYECKOE THIBLOEPTOBO IIPOCTPAHCTBO
F dBJIsIeTCs MOJHBIM B HOPME, MOPOXKJIEHHONW 3TUM CKAJISIPHBIM IIPO-
U3BEJICHUEM.

(iii) Jokazars. uro dyukmmonan f — (f - K,) siBisleTcst HElIPepbIB-
ubM Ha F (M. [24]).

8. Bosmozkuo gpyroe onpenenenne: RKHS — 1o ruasbeproBo mpo-
cTpaHcTBO F (hyHKIUWi onpee/leHHbIX Ha MHOXKeCTBe X, JJIsT KOTO-
poro cymecrByer dyukuust K (x,y) Takas, 910

o K(x,-) € F s moboro x € X;
o f(z)=(f K(z,-)) must mobpix f € FuzeX.

(i) JokazaTh, 9T0 9TO OIpe/IesieHne SKBUBaJIeHTHO onpeesernto RKHS,
manaoMy B paszesne 2.5: RKHS — sto ruisbeproBo mpocrpancrso F
dyuknuit Ha X, KoTOpoe 0baIaeT CIACIYIONIM CBONCTBOM: (DYHKIIM-
onasn f — f(x) siBsieTcsi HENPEPBIBHBIM JIMHEHHBIM (DyHKIIMOHAJIOM.
(ii) Hdokazarb, uro dbyukius K(z,y) U3 9TOro onpejeseHus €JH-
crBeHHas Ay 3agannoro RKHS F.

(iii) dokazars, uro dyuknus K (x,y), obaajamomniast 3aJaHHBIMU JBY-
Msl CBOMCTBaAMU, OIPEJIEIsSieT eJIMHCTBEHHOE ¢ TOYHOCTBIO JI0 M30MOP-
dumsma RKHS (cm. mokasarenscrso B [24]).

9. Ilyctp X KoHEUHOE M POCTPAHCTBO H COCTOUT M3 BCEX Belle-
CTBeHHBIX (PYHKIHI, orpeeieHHbIX Ha X . Torma KaxKapit ajgement H
MOXKHO IIPEJICTABUTH B BUJIE KOHEYHOMEPHOTO BeKTOpa. Ha 3Tux Bek-
TOpax PacCMaTPUBAETCS €BKJIMJIOBA HOPMa M COOTBETCTBYIOIIEE CKa-
JsipHoe Tipoussejienue. [locrpouts coorBercrBymomiee syipo K (x,y),
sstement K, u dynkunonan f — f(x). IIposepurs, 9T0o mpocTpas-
crBo H ects RKHS.

10. Jokazarb, uro ruibbeproso mnpocrpancTso Lo([0, 1], P) Bcex
usMepumbix Gynkuuii f : [0,1] — R, ms koTopex [ f?dP < oo, co
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ckassipubIM npoussegenueM (f - g) = [ fgdP ne sasnserca RKHS.

11. Tokazarb, 9T0 B ONTUMU3AIMOHHOIT 3a1a4e (2.68) 3navuenue b
He 3aBUCHT OT 1.

12. JlokazaTb, 9TO B ONTHUMHU3AIMOHHON 3aJiade pasjeieHus C
omubKaMy B JIMHEWHOW HOpMe st 000t HeTpUBHAJIBLHON BBIOOD-
ku S = ((Z1,y1),..., (&, y)) (re., Takoit, uro y; = 1 u y; = —1
Juist Kakux-HuOy e 1 < 4,7 < 1) obs3arenbHO HaiijayTcss 4uciao b
U BEKTOp T;, JIe2Kallluii Ha OJHOM M3 I'PAHUYHBIX T'MIIEPILJIOCKOCTEMH,
yi((w - z;) + b) = 1, mus xoroporo «; > 0.

13. Jlokazarp, uro marpuna I'pama K; ; = (Z; - &;);;,—; obpaTnma
TOTrIa U TOJIBKO TOTJIA, KOTJia BEKTOPHI X1, ..., I JIMHEHHO HE3aBH-
CUMBI.

14. (i) Haiitu makcumym obbeMa apaJiie/ienurie/ia npyu 3aaHHON
IJIOIIA/U TTOBEPXHOCTH.

n
(ii) Haiitu makcumywm surpoumu H(py, ..., pn) = — > pilnp; nupu
i=1

ycsoBusix » p; = 1, > cip; = e.

15. IIpoBecTn Bce HEOOXOMMBIE BBIKJIAIKH JJIs IOy IeHUST PeIlie-
Hus (2.87) KBaJpaTHIHOI 3314490,

16. Boiectu coorHomenust (2.68) s ABOMCTBEHHON 3a/1a4u pe-
rpeccumu.

2.13. JlabopaTopHble paboThI

B sTom pazmeste nperaraiorcs craHIapTHBIE JTa00pAaTOPHBIE pabOTHI
JIJIsI PellleHus] 3aJa9n KJIacCuPUKAINKA C TOMOIIbo SV M.
BruimostHerne paboThl BKIIIOYAET CJIEIYIOIINE ITPOIIE Ty PhI:

e 3arpysuTh UCXOIHBIE JTaHHBIE C COOTBETCTBYIOIIEro caiita. Kax
[IPABHUJIO, UCXOJHBbIE JaHHBIE — 3TO HAOOP BEKTOPOB OOJIBLIION
Pa3MEpPHOCTH, B KOTOPBIX y2Ke yKa3aH KJIacC O0DbEKTa.

e Pasznenurs manabie Ha 00yYaIOILyIO M TECTOBYIO BEIOOpKH. Kiacc
00beKTa UCITOJIB3YETCsI B 00y JaroIieil BRIOOPKE JJIsT TPOBeIeHNUs
obyJeHns, a B TeCTOBOI BBIOOPKE — JIjIsI IPOBEPKH IIPABUILHO-
ctu Kaaccudukarun. Ilocite mpoBenennst KaaccupuKaIl Tpe-
Oyercs MOJCYUTATH JIOJII0 IPaBUILHBIX OTBETOB.
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o Ilepeson mannbix B (popMaT, JOMYCKAEMBIH ITPOTPaMMHBIM 00ec-
negennem SVM.

e ITposectn KamMOGPOBKY (IIKAJINPOBAHKE) UCXOHBIX JIAHHBIX.

[HIkanaupoBaiie JAHHLIX IOMOraeT U30€KaTh IOTE€PU TOYHOCTH
M3-3a CJIMIIKOM MAaJIbIX MJIM CJIMIIKOM OOJIBIINX 3HAYCHUIT HEKO-
TOPBIX IIPH3HAKOB. B 9acTHOCTH, 9TO BasKHO IPHU HCIOJIb30Ba-
HUH rayccoBa siipa. PeKoMeH/yeTcst HOPMHPOBATL <HCJICHHOE
3HavYeHNe KaXKJIOro IpH3HAKa TaK, YTOObI OHO HMONAJAI0 B HH-
tepsast Tuna [—1, 1] wm [0, 1].

e Bribparh sijipo, HAMIYyIIIIM 00pa3oM KJacCuuInpyoiiee 00y-
4Jarolyo BbIOOpKy. Kak mnpaBmiio, cranjapTHble ITPOrpamMMbl
SVM ucnonb3yor caeayolme sapa;

1) snmmueitnoe sipo K (z,y) = (T - g),
2) nomrroMmanbaoe aupo K(z,7) = (v(Z - §) + )%, tme v > 0,

| Il
3) rayccoso siapo K(Z,y) =e o2 |

El
¥

<

N

4) curmougnoe siapo K(z,y) = th(y(z - g) + 7).

Pexkomenryercst mepBoHavabHO BBIOPATh rayccoBo siapo. Vme-
IOTCS CJIydan, KOrJa rayCCoOBO SIAPO JTaeT HEYIOBJIETBOPUTEIb-
HbIEe pe3yJIbTaThl. Hanpumep, 9T0 MOXKET IIPOUCXOJIUTH B CIyYae,
KOT[a Pa3MEPHOCTDH IIPOCTPAHCTBA OOBEKTOB OYeHb OoJIbImasi. B
9TOM CJIyYae XOPOIIIHe Pe3yAbTaThbl MOXKET JaBaTh JIMHEHHOE 1)1

po.

e [IpoBecTu mMEepEeKpPECTHYIO MPOBEPKY JIJIsT HAXOXKJICHUST HAWTY -
mux 3HadeHnii mapamerpos C' 1 . 3aMeTUM, YTO HEJOCTATOTHO
o100paTh 3HAYEHUs [TaPAMETPOB, KOTOPbBIE JA0T HAMJIYUIITYIO
TOYHOCTH TOJILKO Ha oby4aromieit Berioopke. IIpocreiimuit crrocod
— pas3zieJInTh BLIOOPKY Ha JIBE YacTH, HAUTH HAMIYUIINe 3HATE-
HUS TApPaMEeTPOB IpU OOyYUeHWHM HA IE€PBON YACTH U HCIIOJIB30-
BaTb PE3YJIbTATHI KJIACCU(PUKAIINKA Ha BTOPOI YaCTH B KAIECTBE
OIIEHKM Ka4yecTBa OOydeHUs.

Nmeercs Gostee ciioKHAs MPOILEIYPa MEPEKPECTHON TPOBEPKHU
(cross-validation), npu KoTopoii 06yuatommasi BBIOOpKa pas3/iesisi-
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ercst Ha N paBHBIX dacTeil. [lociemoBareabHO BBIOUpAETCS OJI-
HO U3 IOJIMHOKECTB, II0CJIE 3TOr0 KJIacCupUKaTop 00ydaercs Ha,
oobenuaernn N — 1 OCTaBIIUXCSI TIOAMHOYKECTB U IIPOBEPSIETCSI
Ha BLIOPAHHOM IIOAMHOXKECTBE. BBIOMpAIOTCs 3HAaUeHUs Iapa-
METPOB, JAIONMNe HAUOOJIBIITYI0 TOYHOCTH HA OJHOM U3 TAKUX
[IOJIMHOXKECTB.

[Tonbop mapamerpoB C' U 7y MOXKET HPOU3BOAUTHCA TPOCTHIM
mepebopPoOM 110 HEKOTOPOMY JIMCKPETHOMY ITOJIMHOXKECTBY — pe-
metke. HemocraTkoMm 3T0Or0 MeTojia siBjisieTcsi OOJIBIIIOE BpeMsi
BBIUMC/IeHUsI. [[pUMEHSIIOTCSI pa3/IndIHble SBPUCTUIECKUAE METO-
st iepebopa C' u 7.

e Bribpars a1 uctosrb3oBanus napaMeTpsl C 1 7y, KOTOPBIE TAI0T
HAWIYYIITyI0 TOYHOCTh KJIACCU(DUKAIIIH.

e [IpoBectn knaccuduramnmio Ha TecToBON BbIOOPKE. OdDOopMUTD
pe3y/IbTaThl C COMOCTABJIEHNEM TOYHOCTH KJjaccupuKaIluu Ha
oby4JaroIeil 1 TecToBOi BBIOOPKaX.

Nmeercsa psa cafiToB, comeprKallux MIPOrpaMMHOE obecIievdeHne
SVM u cooTBeTcTBYIOIIUE MIPUMEPDLI sl IIPOBEIEHUs IKCIEePUMEH-
TaJbHBIX pacdeToB. OTMETHM HEKOTOpbIE U3 HUX.

IIporpammuoe obecriedernre SVM MOXKHO HaiTH Ha caiiTax:
http://www.csie.ntu.edu.tw, www.support-vector.net

TaMm 2Ke MOXKHO HalTH MHCTPYKIUU IO IIPAKTUIECKOMY IIPHME-
HeHnio nporpamMM SVM # OArOTOBKE UCXOMHBLIX JaHHBIX. TaM 2Ke
PUBEJIEHBI IPUMEPDI.

Ha caiite http://archive.ics.uci.edu comep:karcst ucxoaHbie J1aH-
HbIE JIJIsT PEIIeHNsT 38189 KJIaCCU(PUKAIIMN U PETPECCUM.

JIaboparopHasi pabora 1

IIpoBecTn oOydeHune u KiaaccudUKAINIO PYKONUCHBIX mudp. Jlan-
uole B (popmare MATLAB MoxKHO HaliTH 110 aapecy:
http://www.cs.toronto.edu

B wacTtHOCTH, 110 3TOMY aJipecy UMerTcs JaHHble 3 6a3bl USPS,
cozepxKalye nudPoBbie 00pa3hbl PA3INIHLIX HAIUCAHUNA PYKOIIMCHBIX
udp.

JIabopaTropHasi pabora 2

158



[TpoBecTn obyuenne n KraccuUKAIMIO O JTAHHBIM U3 YKA3aHHBIX
BhIIIIe caiiToB. Beibpars HAOOP JaHHBIX, IpoBecTu obyueHue SVM u
TeCTUPOBAHUE HA TECTOBOI BBIOOPKE.

JIabopaTropHasi pabora 3

IIpoBecTn oOyveHne n KaacCupUKAIUIO Ha MPEAbLIYIINX JaHHBIX
C TIOMOIIIBIO IEPCENITPoHa U anroputMa Pozenbisiarta. [IpoBecTn cpas-
HEHUE BpeMeHU PabOTHI.
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Yacte 11

HecroxacTuyeckue MmeToabl
npejacKa3aHuns
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I'maBa 3

YHuBepcaJbHbIE
IIpeacKa3aHus

3.1. YHuBepcaJibHOEe IMPOTrHO3UPOBAHNE B PEXKU-
Me OHJIAH

PaccvmarpuBaercs ciejiyroniast 3ajia9a IPpOrHO3UPOBAHUS: TIpeJIcKa3a-
Teb MOJyYaeT B PeKUMe OHJIAiH HEKOTOPYIO YUCJIOBYIO IIOCJIEI0Ba~
TEJIbBHOCTh UCXOJ0B Wi, W2, ..., Wp—1, ... 1Ipd 9TOM IIpejckKazaTe-
JIIO HE U3BECTHO paclpejiesIeHue BepOATHOCTE NCTOYHNKA, I'eHEPUPY-
IOIEro 9Ty IOC/IeI0BATEIbHOCTD. 3ajiadeil peIcKa3aTess siBIsSeTCs
BBIUNC/IEHNE OIIEHOK BEPOSTHOCTEH P, OyIyIIX COOBITUN W, IO y2XKe
W3BECTHBIM N — 1 mcxomaM wi, wWo, ..., Wn_1-

Yucmo p, MOXKET paccMaTpUBATBCSI KaK BEPOSITHOCTH COOBITHS
wy, = 1 B TOM caydae, Koria w; npuHuMaior 3uadenus 0 win 1. Jlerko
BUJIETh, YTO B 9TOM CJiydae 4YUCJIO Py TaKXKe dABJAeTCdA MaTeMaTude-
CKUM OXKUJAHVEM CJIy4YalHOU BEeJIUYUHBL Wy,.

B ciaydyae KOHEYHOIro 4MC/Ia HMCXOJI0B BEJIUYUHA P, MOXKET OBITh
BEKTOPOM BEPOSITHOCTEN BCEX BO3MOXKHBIX MCXOJIOB.

Ncropudecku mepBoil mporeypoil YyHUBEPCAIbHOTO TPOTHO3UPO-
BaHUsI ABJIAETCs MpaBmio Jlamaca. I'9ra IIpOIEe/Iy pa UCIOJIbL3YyeT I'-

1ﬂannac paccMaTpuBaJl 3a/Jav1y BBIYNCJICHUA BEPOATHOCTU CO6I>ITI/I${7 KOoTOopoe
3aKJIr0o49aeTcd B TOM, YTO COJIHIIE B30MIeT 3aBTpa, €C/JIM U3BECTHO, 9TO OHO BCXO-
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[IOTE3Y O TOM, YTO UCXOJIbI W; MOPOXKJIAIOTCS HEKOTOPHIM UCTOTHUKOM,
KOTOPBIN TEHEPUPYET UX HE3ABUCUMO JIPYT OT JPyra ¢ OFHON u Toi
JKe BEPOSITHOCTBIO €JIMHUIIBI, PABHOM p.

[Tycrs ucxonpl w; npunaekar muoxkecrBy {0,1}. Mbl rTakxke
peJjiroiaraeM, 94To B KaXKJIbII MOMEHT Bpemenu ¢ = 1,2, ... wuc-
XOJl w; TMOPOXKJIAETCS HE3ABUCHMO OT HPEJbIIYIINX UCXOJ0B C HEU3-
BECTHBIMU HaM IIOCTOSIHHBIME BepositHocTsiMu p = P{w; = 1} n
q = P{w; = 0} = 1 — p. HeobxonuMo O1eHUBATH 3TH BEPOSTHOCTH
B PeXKMMe OHJIAH Ha OCHOBE CTATHCTHUKHU IIPEIBIAYINX UCXOI0B.

[TycTb MbI HAbB/IIOMAEM UCXOJIBI W™ = W1, . . . Wy, B KOTOPbIX UMEeT-
cs Ny €JIMHUIL U Ny HyJIEl, 11 +ng = n. BeposiTHOCTH MOJIYYNTH TAKYTO
[OCJIEIOBATE/ILHOCTD NCXOI0B paBHa P! (1 — p)™2, eciau BEpOSTHOCTD
eIMHUIBI paBHa p. Tak Kak MCTUHHAS BEPOSTHOCTL P HEU3BECTHA,
paccMOTpuM OARECOBCKYIO CMeCh BEPOSITHOCTEN MOC/IeI0BATE TbHOCTH
JUIAHBL 7 TI0 BCEM BO3MOXKHBIM P

1
P(w") = / P (1 — p)"dp.
0

3HageHne 3Toro nHTerpaJia JIEerKkO BBIYUC/IINTD.

JlemMma 3.1.
1

1
0/pn1(1 —p)"dp = m

Jloxazamenvcmeo. IIposepuM aTo paBeHCTBO OOPATHON WH/TYKITH-
1
eif no ny. Ipu ny = n umeem [ pdp = ﬁ
0

Jmo Kaxkaeii gerb nocaeanue 5000 ger (1826251 nenn). DTa 3a7a9a HAXOAUTCS
Ha I'paHUIE IPUMEHUMOCTHA YaCTOTHOU MHTEPIIPETAIMUA BEPOATHOCTHU, TaK KaK He
BBIIIOJIHEHO YCJIOBUE IIOBTOPSIEMOCTH JAHHOIO OIbITa. KpoMme TOro, u3pecTHast Io-
CJIEJIOBATEIBHOCTh COCTOUT W3 OJHUX BOCXOJIOB. 1eM He MeHee, JIJIsi TOTO, YTOOBI
BBIPDA3UTDh CTENEHb Halllell CyObeKTUBHON HEONPEJIEJIEHHOCTH O 3HAYEHWH P ITOMN
BEPOSITHOCTH, MBI CUMTAEM BCE 3HAUYEHUsI P PaBHOBO3MOKHBIME. CoracHo (hopmy-

Jie, TIPUBEEHHON Jajiee, BEPOSITHOCTh PACCMATPUBAEMOrO COOBITHS OyIeT paBHA
1826252
1826253
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ITpeamonoxknum, ITO

1
1
pn1+1 )ng—ldp =
0/ (n+ 1)(n1+1)

WuaTerpupys mo 4acTsaM, MOy IUM

1 1
n1 _
n2d — n1+1 n2—1g,
/p p = +1/p —p) p
0 0
n—ny 1
~n +1(n—|—1)(") (n+1)(")
1 n1+1

Jlemma nokasana. A
JIOBHASI BEPOATHOCTDH COOBITHUS 1 = 1 npu U3BECTHBIX HCXO-
YcnoBHAsSI BEPOSITHOCTE COO W+ 1 3BEC CX0
nax w" =wi, ..., Wy pPaBHA

1
Pw"l)  0+2(0)  ni41
- 1

P =1w"} = = .
o = 1" =) nt2

(n+1)(,1,)

Takum obpazom, nosrydaeM mpasuso Jlaniaca:

ni+1
P = 1|lw"™} =
{Wn—I—l |w} ’I’L—|—2’
no + 1
P =0lw"} = =——.
{wnsr = 0"} = 7775

KaugecTBo Takoii mporie1ypbl MPOrHO3UPOBAHUS MOXKHO OIIEHUBATH
¢ TIOMOTIBIO KaKOH-HuOy/ib byHKImu norepb. [Ipumep — siorapudmvm-
qeckas QYHKIUS [TOTEPD:

Ly(w") = =In(p™ (1 —p)™2).

U3 Teopun mHGOpMAIINN U3BECTHO, YTO 3Ta BEINIUHA C TOYHOCTHIO
70 1 coBHajaeT co CpeJHUM KOJUYIECTBOM JIBOMUHBIX OUTOB, HEOOXO-
JIUMBIX JJIST KOOAMPOBAHUS IOCTIEIOBATEILHOCTER W™, COCTOAIMMX U3
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7] €JIMHUIL U Ny HyJIel U IOPOXKJAEMbIX UCTOYHUKOM C BEPOATHOCTBIO
eInHUILI, paBHoil p. Herpynno nmpoBeputs, uTO

n1\"1 /ng\n2
sup p" (1 —p)"2 = (—1) (—2) .
0<p<1 n n

st mpasuia Jlamraca
1
L(w")=—InP(w") = —ln/pm(l — p)"2dp.
0

JomycTuM, 9TO IOCJIEI0BATEILHOCTh W' MOPOXK/IEHA UCTOYHUKOM C
BEPOSTHOCTBLIO W, = 1, paBHOIT pg. Torga mjas TpoM3BOILHON MOCTIE-
JOBATEIbHOCTH Ww" BBITOJTHEHO

L(w™) = Ly, (w") <
sup p"t(1—p)m2
0<p<1

L(w )—Oégile(w )=In— =
Jpi(1—p)r2dp
0

(o)™ )™
(

33

=In-2———"2 Lln(n+1).

")
ni

Taxum 06pazoM, UCIOIB3YS JJIsi KOJAUPOBAHUS BEPOATHOCTU, BBIUUC-

(n+1)

JenHble 1o npasuiy Jlamiaca, mbl ucrparum In(n + 1) gonoaHuTe b-
HBIX OUTOB MO CPaBHEHUIO C JJIMHON ONTUMAJIBLHOTO KO/, T.e. KOJIA,
ITIOCTPOEHHOI'O0 HA OCHOBE MCTUHHON BEPOATHOCTH Py MCTOUHUKA, ITO-
POXKIAIOIIETO UCKOIBI W .

Jpyroit, 6bosee TOIHBIN, METOT TPOTHO3MPOBAHUS OBLIT ITPEIIOYKEH
Kpuuesckum u TpodumosiM. Pacecmarpusaercst 6aiiecoBckasi cMech
BEPOSITHOCTEH TOC/IeI0BATEIbHOCTH JITHHBI 7 110 BCEM BO3MOYKHBIM P

¢ wiorHocThio 1/(my/p(1 —p)) -

¥

m/p(1 —p)

1
P(w") = /pnl(l_p)ndp
0

164



B sToMm ClIy4dae yCJIOBHasA BEPOATHOCTD IIOABJICHUA €IUMHUIBI IIOCJIE 1

HabONeHnt w" = wy, ..., W, PaBHA
n1+1/2
P(1ljw") = ———.
(1) n+1

HMeeT MeCcTO OIEHKA:

1
[t () ()

n
OTH yTBEPXKJIEHUs MIpejlaraeTcs jajee B pasjeie 3.6 B Buje 3a1ad
1m2.
Orcroza mojtyyaeM OIEHKY Ha JOIOJHUTETbHOE YHCJIO ODUTOB IIPU
KOJUPOBAHUU C UCIIOJIb30BAHUEM IIPOTHO3UPOBaHUs 10 MeTony Kpu-
1eBckoro n Tpodumona:

sup p™ (1 —p)™?
0<p<1

o<p<1 ? fl pri(l—p)"2

0 m\/p(1-p)
ny ni ng n2
(n1)1 (nT)l mgln(Q\/ﬁ)zélnn—i—an

B sr10i1 omenke ommbKka aCHMITOTHYECKN B JBa pas3a MEHBIE, UeM B
COOTBETCTBYIOIIEH OIeHKe It MeTojia Jlariaca.

3.2. KanubpyemocTh MPOTrHO30B

B Tom ciaydae, Korga OTCyTCTBYET TMIIOTE3a O MEXAHU3ME IIOPOXKIe-
HUS UCXOJO0B W;, JJI OIEHKN KadeCTBa IIPOrHO30B MCIOJIL3YIOTCS 1ie-
JieBble (PYHKIMOHAJB! (PYHKIMA TIOTEPH), KOTOPBIE BHIONPAIOTCST UC-
XOJIsT U3 KOHKPETHBIX 3aJ1ad, IJIsl PElIeHUs] KOTOPBHIX IPOU3BOIITCS
[ POIHO3UPOBAHHUE.

TunuaabIM TpUMEPOM 3302491 Ha IPOIHO3UPOBAHKE SIBJISIETCSI 3a-
Ja4a IpeICcKa3aHus IOroIbl Ha 3aBTpa, HalpUMeEp, coObITHe w, = 1
MOXKET UHTEPIPETUPOBATHCA KaK JI0XKJb B N-H JeHb, a YHCJIO Pp —
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KaK ero BEpPOSTHOCTb, BHIYHC/IEHHAS HA OCHOBE HAOJIIOJEHUIN MOrOJIbI
Wi, w2, ..., Wp—1 38 OpeapLaymme n — 1 aHeil.

[IpejickazaTesb MOrO/bl CYUTAETCH XOPOIIO KAJIUOPYEMBIM, €CJIU
JIOKIIb CJIYIaeTCs TaK 2Ke YacTO, KaK OH IIPOTHO3UPYETCs MpecKa-
zareneMm. Hampuwmep, ecam noxkap caydaercsa B 80% Beex ameit, st
KOTOPBIX IpeJcKa3aresb JaBaj nporuod p, = 0.8, u 1.7. Bemuun-
HA CPEeJIHETO OTKJIOHEHUsI YaCTOTHI UCXOJOB Wy OT IIPOTHO30B Py, TIE
Dn & P, IS PA3JIMYHBIX 3HAYEHUI P* MOXKET UCIIOJb30BATbCS KaK
TECT JIJIsl BBIABJICHUS “TIJIOXUX  IIPeCcKa3aTeeil.

B upeapiaymem npumepe p, € [0,1]. MoxHo paccmarpuBarh
TOC/IeIOBATEJILHOCTU JTAHHBIX DoJiee obrero xapakrepa. Hampumep,
IyCcTh W, = S, — IeHa HEKOTOPOro (PUHAHCOBOTO MHCTPYMEHTa B
HEKOTOPBIE TI0C/Ie0BaTe/IbHbie MOMEHTHI BpeMeHu n = 1,2, ... . [lena
UMeeT CTOXACTUYECKHUIl XapaKTep M3MeHeHUs. B MpakTUIecKuX Ipu-
JIO2KEHUSIX WHOTJIA TPY/IHO BOCCTAHOBUTH ITAPAMETPBI MOJIEIIH, YIIPAB-
JIAIONIEel m3MeHeHneM IeHbl. Kpome 3Toro, 3Tu mapamMerpbl MOTYT
U3MEHSIThCS CO BpeMeHeM. Uucio p, paccMaTpUBAeTCs KaK ITPOrHO3
“cpeaHero 3HaUeHUsT ITON BEJIUIUHBI Ha Iare 1.

B pazgene 3.3 mbI Oyem paccMaTpuBaTh Kak OMHAPHBIE UCXO/IbI
wp, € {0,1}, Tak u BelleCTBEHHbIE MCXO/BI, JIEXKAIIUE B €JIUHUTHOM
uHTEepBase: wy, € [0, 1]; uncio p, aexur B eaunmaHOM oTpeske [0, 1].

Ecnu 651 3a1a1a BOCCTAHOB/ICHUS] UCTUHHBIX 3HAYEHUI BEPOSTHO-
cTeil p; periajach TPAJUIUOHHBIME CTATUCTUYECKUME METOJIAMHU, TO
MBI OBl [IPEJIIIOJIArajan, 9T0 UCXOJbl TeHEPUPYIOTCs C IIOMOIIBI0 HEKO-
TOPO# BEPOSITHOCTHOM Mephl P, T.e.

pn = P(wp, = 1wy, wa, ..., wp—1) mpun =12, ...

— yCJIOBHAS BEPOSITHOCTD COOBITHA W, = 1 MPU M3BECTHBIX 3HATCHUAX
Wi, w2, ..., Wnp_1. B 3TOM cllydae mpejcKa3aTesb JIOJ2KeH OBLT ObI
pernraTh KJIACCHIeCKYIO 331a9y MaTeMaTUIeCKOH CTATUCTHKU — BOC-
CTAHOBJIEHUE BEPOSITHOCTHON Mephl P 110 HabsronernsM. OOBIIHO TpU
9TOM KJIACC BO3MOXKHBIX MEP CHJILHO OIPAHUINBAETCS Ha OCHOBE HEKO-
TOpOii anpuopHoit nadopMaruu 06 ncrounuke. Hanpumep, mpemmosia-
raeTcs, 9TO pacipeeienne IPUHAJIEKAT 33 IaHHOMY TapaMeTpute-
CKOMY KJIACCY W MBI JIOJI2KHBI 110 HAOJIIOJIEHUSIM BOCCTAHOBUTH HEKO-
TOPLIN HEU3BECTHLIN IIapaMeTp 9TOM Mephl.
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FORn=1,2, ...

IIpedckasamensy anOHCHpYeT IPOrHO3 Py, € [0, 1].
IIpupoda anoncupyer ucxon wy, € {0,1}.
ENDFOR

Puc. 3.1: IIpoToko/1 urpol ¢ JIeTePMUHAPOBAHHBIMHU MTPEICKA3AHISIMU

O/HaKo Ha IPAKTHKE MBI 4aCTO HMEeM JeJI0 € €JHHCTBEHHON HCTO-
PUYECKOIT [I0CIIEJ0BATENBHOCTBIO HCXO/IOB W1, W2, - .., Wp_1, ... U HE
HMeeM [PeCTABIEHNs O MEXaHU3MaX, PEHEPUPYIOIIUX 9Ty I0C/Ie10Ba-
TEJIbHOCTbB. Mur JaxKe MO>KEeM He SHATbh, ABJIAIOTCA JIN 9TU MEXaHU3MbI
CTOXACTUIECKUMI.

B mamHOlt TyaBe TpeAIoioXKeHne O HAJUYIUN TaKoit mMepbl P He
HCIOJIL3YeTCsA. B yC/IoBUSIX OTCYTCTBHUSI MePBI BO3HHKAET €CTECTBEH-
Hagd TPYAHOCTH — HEU3BECTHO, KaKUM O6p3301ﬂ OoleHuBaTb KadeCTBO
poruo3os. TpebyioTcss KpuTepun KadecTBa, HCIOIb3YIOIHE TOILKO
LOCJIEJOBATE/ILHOCTD JIAHHBIX, II0JIy4aeMyIoO IPEJICKA3aTe/IeM B PEsKU-
Me OHJIAIH.

TeM He MeHee, MOXKHO YKA3aTh METOJ, IIPOIHO3UPOBAHUSI IIPOU3-
BOJIBHOII 110CJI€/I0BATEIBHOCTH W1, W32, - .., Wp—1, Y/IOBJIETBOPSIONIII
TaK Ha3BIBAEMBIM TeCTaM Ha KaAUOPYEMOCTD.

IIpuBeieHHOE BbIIe IPABUJIO IIPOBEPKHU LPEJCKA3ATEs [IOT0/IbI
MOKHO 3alliCaTh B CJICAYIOMEM BHJE: [JIst 0000 JeHCTBATEIHHOTO
ancita p* € [0, 1] BeIIOIHEHO

n
ity (3.1)

2 Lpimpr
izl&pi ~p* “Pi ~p

ec/ 3HaMeHaTeJb oTHoIIeH st (3.1) crpeMuTcst K 6ECKOHETHOCTH [IPU
n — 00. 3/1eCh MBI HCIIOIB30BAJN CHMBOJI A MPUO/IIZKEHHOIO PaBeH-
CTBa, IIOTOMY YTO Ha IPAKTHKE YHCJIO P* MOYKHO 3aJ[aBATh TOJIBKO C
HEKOTOPOH TOYHOCTBIO. YCIIOBUE p; & p* TpebyeT MaabHERIero yTod-
HEHUSI.

YTOUHIM CXeMy Mpe/ICKa3aHusl B BUJIE IIPOTOKOJIA UI'PBI C yIaCTH-
eM J1ByX UrpokoB IIpedckazamens u IIpupodv. IIporokos npecrasien
Ha puc. 3.1.
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Urpoku — Ilpedckazamens u IIpupoda — MOTYT UCIIOIB30BATH BCIO
nH(MOPMAIUIO, KOTOpasi U3BECTHA HA MOMEHT ero Wi ee JefCTBUS.
B wacraocTu, Ha mare n IIpupoda MoxKeT UCIOJIb30BATL IPOrHO3 P,
aHoHcUpoBaHuLIi [Ipedckasamenem; [pedckazamens He 3HAET UCXOL,
Wn, TaK KaK K MOMEHTY BBbLJIAYU IIPOTHO3a P, IIpupoda ere He aHOH-
cupoBaJia CBOIl MCXOI,

[Ipupenem ToUHOE OlpejiesieHe KAJIUMOPYEMOCTH, PEeJJIOKEHHOe
Hetiumom [16]. Pacemorpum nponsBosibHbIE TIOBIHTEPBaIbI [ BUIA
[a,b], (a,b], [a,b), (a,b) unreprasa [0,1] n UX XapakTepucTuIecKue
byHKIINNT

I(p) = 1, eciu p € I,
PP=YV os NPOTHBHOM CJIydae.

[TocietoBaTEILHOCTD MIPOTHO30B P1, P2, ... Kasubpyemcs Ha OECKO-
HEYHOH IOCIEI0BATELHOCTH W1, W3, ..., €CJIN IJIs XapaKTepUCTHIe-
ckoii dbyukmun I(p) xaxjgoro nojgpiHTepBasa [0,1] xaaubposouras
owubKa CTPEMUTCS K HYJIIO, T.€.

Yoy L(pi)(wi — pi)
Z?:1 I(Pi)

ecJIM 3HaMeHaTe b OTHOIIeHHsI (3.2) cTpeMuTCst K 6eCKOHETHOCTH [IPU
n — oo. Xapakrepucrudeckas byakiws [(p;) onpeaenser HEKOTO-
pOe IPaBUJIO BBIOOPA, KOTOPOE OIPEIEJISieT Te HOMepa, UCXOJIOB 4, JJIst
KOTOPBIX MbI BBIYHCJISIEM OTKJIOHEHHE IIPOrHO3a P; OT COOTBETCTBYIO-
IIET0 UCXOJIA W;.

JeiiBua paccMaTpuBa 3aa9y OCTPOCHUS Yy HUBEPCAIBHOTO IIPe -
ckazaresiss’ — aJITOPUTMa, KOTOPBIH Jijist JIFODOU MOCJIEI0BATEIBHOCTH
HCXOJIOB BBIIAET KaJMOPyeMble MPOrHO3bI.

IIpocrbie coobparkeHusI IOKA3bIBAIOT, YTO HUKAKOH aIrOPUTM, BbI-
YUCJISTIONIII TPOTHO3BI HA OCHOBAHUU ITPOIIIBIX HUCXOJOB, HE MOYKET
BCerla BbLIABATH KaJauOpyeMble IIPOrHO3bI. A HUMEHHO, IJIs IIPOM3-
BOJIBHOT'O TAKOTO ajJropuT™Ma f MOXKHO OIPEESUTH MOCJIeI0BaTE b=
HOCTb W = W1, W3, ... TaK, 9YTO

— 0, (3.2)

wr — 1, ecsm p; < %,
! 0 B IPOTHBHOM CJIydae,
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FORn=1,2, ...

IIpedcrasamenv aHOHCHDYeT paclpejiesieHne BeposTHOcTelr P, €
P([0,1]).

IIpupoda anoucupyer ucxon w, € {0, 1}.

T'enepamop cayuatinoir wuces aHOHCUPYET CIIydaiiHOe YUCIO Py, Pac-
IIpe/ieIeHHOE COTJIACHO Mepe FP,.

ENDFOR

Puc. 3.2: TIpoToKo/1 urpsl ¢ paHI0MA3UPOBAHHBIMYU TPEICKAZAHUSIMU

e p; = f(wi,...,wi—1), i = 1,2, .... Jlerko BumgeTH, 9TO JJIsi UH-
repsata I = [0, %) WM 11 uHTepBaaa I = [%, 1) ycioBue kasubpye-
MoctH (3.2) HapyIaercs.

JlaHHasT TOCIEIOBATEIBHOCTD W = W1, W3, ... SIBJISIETCs] IPOCTEH-
M [PUMEPOM PEeAJTU3AIUH “aIAlTUBHO BPaXKIAeOHON cTpaTerun
IIpupodet. “AanTUBHOCTE 3aKJIIOYAETCA B TOM, YTO Ha KaKJIOM IIare
1 IIpupoda BEIOMpPAET UCXO, P; B 3aBUCHMOCTH OT IIPOTHO3a P;, AHOHCHU-
poBannoro Ilpedckazamenem. “BpazkieOHOCTD’ 3aKJIIOYAETCS B TOM,
YTO UCXOJL W; BBIOMpaercsi Tak, 4Tobbl |w; — pi| = %

[TomobHbBIE TPYAHOCTH MOCTPOEHUS YHUBEPCATILHOTO IPEICKA3ATE-
JIgd OKa3aJIUCh IIPEOJOJUMMBIMU C ITOMOIIBIO IMOHATHIA PaHIOMHU3UPO-
BaHHOro nporuosa. Ilycrs P[0, 1] — MHOKECTBO BCEX BEPOSITHOCTHBIX
mep Ha orpeske [0, 1].

IIpoTOKOI UIPBL ¢ AETEPMUHUPOBAHHBIMY [IPEICKAZAHUAME, IIPH-
BeJIeHHBIII Ha puc. 3.1, 3aMeHsieTcd Ha TPOTOKOJI UTPHI C PaHJIOMU-
3UPOBAHHBIMH TIpeACcKa3aHusaMu, cM. puc. 3.2. IIpm stom BBOmMTCSH
BCIIOMOTATEJIbHBIN UTPOK — [enepamop caywalinur wucen. IIpupoda
[Ipu BLIOOpE OYEPETHOrO MCXOIa W, MOXKET HCIOJb30BaTh PacIpeme-
JIEHUE BePOsSITHOCTel, aHoHCcupoBaHHOe [Ipedckasamenem, HO TTPOTHO3
P, CKPBIT OT Hee. [losromy xoi [enepamopa cayuatiHvblx “ucen IoMe-
IIeH B IIPOTOKOJIE TOCJIe X018 [Ipupode:.?

O6o3nadaem w1 = wy,...,wp_1. BeposiTHOCTHBIE pacipeeste-
Hust P,, B 00IIeM ciIydae 3aBHCAIHE OT w™ !, IOPOXKIAIOT PaCIpe-

JeieHre BeposITHOCTeH P Ha MHOKeCTBe BCeX DECKOHEUHBIX MTOCIIEN0-

2Yycro urposasi popMyIMpOBKa 6€3 HCIOIb30BAHNS OHATHS BEPOSTHOCTH Gy-
JIeT IpuBejeHa B paszese 7.3.
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BaTeJIbHOCTEHl POrHO30B P1, P2, ..., riae p; € [0,1], i = 1,2,
Beckoneunas 1mocjieoBaTebHOCTh W = W1, W, ... SBJIAETCS Napa-
METPOM 3TOI'O PACIIPEJIETIEHHS.

BameTuM, 9TO Takas Mepa P cymecTByeT u B ropasio Gosee 06-
IeM C/Iydae, a UMEHHO, KOT/Ia KaXKIbIH MCXOM Wy, SBJISIETCS M3MEPU-
Moit PYHKIEH OT HOC/ICI0BATEILHOCTH Py, ..., Pp_1 IS BCEX ° n.

B sTowm cityaae, m1s 106010 1 OIpeie/ieH0 CeMefiCTBO BEPOSITHOCT-
HbIX Mep Py, (dpy; p1, ..., DPn—1) (BEPOSATHOCTHBIX $1JI€D), 3aBUCAIINUX OT
apaMerpoB pi, ..., pp—1 € [0, 1]. B uwacTHOCTH, ONpeeena HaYAIb-
Hast mepa P (dpy).

ITo sTOMY CemeicTBY J1ist JIIOOOTO N ONPEJIEISAETCA BEPOATHOCTHAS
mepa @, Ha [0, 1] caemyromum obpazom. st s1060ro 6opesieBeKoro
muoxkectBa A C [0, 1] onpeennm

Qn(A) =
=/P1(d151)/P2(dﬁ2;p1)~--/Pn(dz5n;z31,~--,ﬁn—1)1A(ﬁ1,--~,ﬁn),

riue
- - 1, ecu (P1,...,pn) € A
1 L. — 9y ) ) 9
AP Pn) { 0 B IPOTMBHOM CJIydae.

ITo reopeme Monecko—Tymbun [4] o nposjoszKeHnN Mepbl CyIIECTBY-
er BeposiTHOCTHast Mepa P na muoxectse [0, 1]°° Beex GeckoHEUHBIX
TPaeKTOPUil P1, P2, ... TaKasd, UTO

Qn(A) = P(A X [07 1]00)

JUIst Beex n 1 Beex 6opesesckux A C [0, 1]™.

B wacrrocTn, MoxkHO 115t mio6oro mozgpaTepBata I C [0, 1] pac-
CMaTpHUBaTh BeposiTHOCTb P cobbitust (3.2).

®ocrep u Boxpa [17] mocrponn agroput™ st BEIYHCICHHS Ka-
MuOpyeMbIX PAHIOMU3UPOBAHHBIX HPEICKA3aHUIl I Colydasi, KOraa
HCXO/IBI Wj IPHHUMAIOT KOHEYHOE YHCJIO 3HAYCHHUIL.

[IpuBesieM 9TOT pe3ynbrar Ul Cirydasi, KOTJa HCXOABI w; IPHU-
HIMAIOT TOJIBKO jiBa 3HadeHust 0 1 1: It IPOM3BOJILHOIO 3HAYCHUST

3Cormacro mpoToKoIy, IpecTaBIeHHOMy Ha puc. 3.2, ITpupoda rabmogaer Ha
mare n 3Ha49EeHHS IIPOTHO30B D1, ..., Pn—1, BblIaBaeMbIX [enepamopom caywali-
HOIT YUCEA. HA TIPONLIBLIX marax. [lpu sTom 3nadenne mporuosa p, et HeIOCTYITHO.
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mapamerpa A > (0 aJropuT™ reHEpUpyeT PaHIOMU3HPOBAHHBIE IIPEJI-
CKazaHWd TakK, 9TO

. 1~ - _
limsup |~ > 1(5)(wi — )| < A
n—oo |1~
=1

BBITIOJIHEHO C BEPOATHOCTBIO 1, IJie TPaeKTOPUH IIPOTHO30B P1, P2,
pacIipe/ieJieHbl 10 BeposiTHOCTHOI Mepe P, a I(p) — xapakrepucrude-
ckast (byHKIUs IIPOM3BOJIBLHOIO HobiHTepBada [0, 1].

Bepcust aToro asnropurma Jyist caydast w; € [0, 1] 6ymer npuseena
B CJIEJIyIONIeM pa3zjieiie 3.3.

3.3. AnropurM BbhIYUC/I€HNS KAJNOPyeMbIX IIPO-
THO30B

[TpuBeseM HEKOTOPBI MOIEPHU3UPOBAHHBIN BAPDUAHT PaHIOMI3UPO-
BanHoro ajgropur™ma Kakage u @ocrepa BbIUUC/IEHUS KaTUOPyeMbIX-
upejickazanuii, npeyioxennsiii Kakane n @ocrepom [21].

ITycth wy,ws, ... — IPOU3BOJIbLHAS HOCJIEI0BATEILHOCTD 3JI€MEH-
toB {0,1} wiu [0,1], nmocrynatomast B pexkume oniaiin. ITocrponm
AJTOPUTM JJIl BBIYUC/ICHH CIydailHON BeIMYUHLI, BBIIAIOMICH IPO-
rHO3 Py, € [0, 1] Gymyuiero 3Hadenus wy, 10 HaYaJIbHOMY (DparMeHTy
Wi, ...,wn_1. OcHOBHOE TpeOOBaHME K TAKMM IPOTHO3aM: OHH JOJIZK-
HBI C BEPOSTHOCTLIO 1 yJIOBJIETBOPATEL ycaoBuio Kajaudopyemoctu. Co-
OTBETCTBYIOIIEe PacIpeeeHue BepOITHOCTE!H ABISeTCS BHY TPEHHIM
II0 OTHOHICHUIO K aJITOPUTMY M CTPOUTCHA B IIPpOoIeCCe KOHCTPYKITUU.

[IpensapurenbHo pa3obbeM MHTEpBas 3HaUYEHWN TpOrHo308B [0, 1]
Ha paBHble yacTu JuHbl A = 1/K ¢ mOMOIIBIO pAIMOHATLHBIX TOYEK
v; = 1A, rme 1 = 0,1, ..., K. Ilycrs V obo3HayaeT MHOXKECTBO
Bcex arux touek. JIwboe uucio p € [0, 1] upejucraisiercs B BHJE
JITHEHHON KOMOMHAIINY TPAHNYIHBIX TOYEK MOABIHTEPBAJIa pa3OueHns,
COJIEPZKAIIErO P :

b= Z wv(p)v = Wy;_, (p)vi—l -+ Wy, (p)vi7
veV
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rae p € [vi—1,v], i = |[p/A+1] n

P —vi— Vi —p
wvz‘&(p):l_TZlv w’Ui(p):]‘_ lA .

[Monaraem wy,(p) = 0 myist Beex ocTajbHBIX 3HadYenuii v € V.

B nanbHeiineM meTepMIHIPOBAHHBIN TPOTHO3 P, BhIIABAEMBIi aJI-
TOPUTMOM, TPUBEJIEHHBIM Jajiee, OyIeT OKPYIJISThCs J0 U;—1 C BEPO-
SITHOCTBIO Wy, , (P) U JIO V; C BEPOSITHOCTBIO Wy, (D).

CHadaJjia MOCTPOUM aJITOPUTM, BBIJIAIONINN JIeTEPMUHUPOBAHHBIE
TTPOTHO3KI.

[TycTh POTHO3HI Pi, ..., Pp—1 Y2Ke onpejeseHsl (myctb p; = 0).
Boruucium nporuos py,.

PaccMmoTpuM BCIOMOTATENBHYIO BETUYUHY

n—1
pn—1(v) = Zwv(pi)(wi — i)
i=1

Nneem

(Mn(v))Z = (Nn—l(v))Q + 2wv(pn)ﬂn—1(v)(wn - pn) +
+(wv(pn))2(wn - pn)2~ (3.3)

Cymmupyem (3.3) mo v :

D (1)) = D (n-1(v))* +

veV veV
+2(wn - pn) Z wv(pn)un—l(v) +
veV
+ Z(wv (pn))2(wn - pn)Q- (3.4)
veV

Nsmennm HOPAJIOK CyMMHPOBaHUA B CyMM€ BCIIOMOT'aTE€J/IbHBIX BeEJIU-
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veV =1
n—1
= Z(Z wy (p)wy (ps)) (Wi — pi) =
=1 veV
n—1

rie

w(p) = (Wi, ..., Wyr) = (0, ..., wy, ,(p),wy,(p), ..., 0)

— BEKTOD BEPOSITHOCTEH OKpYIJIeHUs, p € [v;_1,V;] 1

K(p,pi) = (w(p) - w(p;)) (3.5)

— CKaJIsIpPHOE TIPOU3BEJICHIE COOTBETCTBYIONMX BEKTOPOB (s1y1po). Ilo
oupezesnennto K (p, p;) — HenpepbiBHas ByHKIUSL.

Bropoit wien mpasoii dactu paeHcTBa (3.4) mpH MOIXOJSIIEM
3HAYEHUU P, BCETJIa MOYKHO CJI€JIATh MEHBIIUM WJIM PaBHBIM HYJIIO.
leficTBuTeIBHO, B Ka4eCTBe P, 6€peM KOPEHDb Py, = p YPaBHEHUs

n—1
Y woP)n—1(v) = Y K(p,pi)(w; — pi) =0, (3.6)
veV i=1

€CJIM OH CyIIeCTBYeT. B IPOTHBHOM Cilydae ecJiu JieBast YacThb ypaBHe-
uus (3.6) (koTopasi siBIIsieTCsT HEIPEPLIBHOM 10 p (yHKIHeit) Gorbiie
HyJIsl JIJIsl BCEX 3HAYEHUIT Py, TO HojiaraeM p, = 1, & ecjii OHa MEHbIIe
HyJ1s1, TO mosaraeM p, = 0. Onpenesrentoe TaknM 06pa3soM 3HAYEHIE
Pr, BBLIAEM B KadeCTBe JIETEPMUHUPOBAHHOIO IIPOTHO3A.
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Tpetrwnit wren (3.4) orpanmden wquciaom 1. JleficTBUTEIHHO, TAK KaK
|wi — pi| <1 myist Beex i, uMeeM 1jisi HPOU3BOJIBLHOTO T

Z(wv(pn))2(wn _pn)2 < Z wy(pn) = 1.

veV veV

Otcioma u 1o (3.4), ecau mOC/IEAOBATEBHO BBIONPATH IIPOTHO3BL P
COIJIACHO YKA3aHHOMY HPAaBUJLY, TIOJIYIUM

S () < 37w (p)?(wi — i) < . (3.7)

veV i=1veV

[TycTs Tenepb p; — ciaydaiiHasi BeJTMYUHA, IPUHUMAIOIIAsT 3HAYE-
HUst v € V' ¢ BEpOSTHOCTSIMU Wy (p;) (HA caMoM Jiesie, JJIsl KaxKJ0ro p
HEHYJIEBBIMU SIBJISAIOTCST TOJIBKO 3HAYEHUST Wy (P) JJIst ABYX COCETHHUX
IPaHUI] TIOJbIHTEpBaa Pa3OUeHNsl, COJAEPIKAINEro JIeTePMUHIPOBAH-
HBI Tporuo3 p;). Ilyers Takxke I (p) — xapakrepuctuaeckast QyHKIUS
nponsBoJibHOTO nojbiaTepBaia [0, 1]. s soboro ¢ maTemaTnaeckoe
orkuIanne cayJaitnoit Bemmaunst I (p;)(w; — p;) pasmo *

E(I(B:)(wi = 5i) = ) wo(pi)I (v)(w; — v). (3.8)

veV

CoracHo yCHUIIEHHOMY MApPTHHIAILHOMY 3aKOHY OOJIBIINX YHCENT
(cMm. cencrBue 4.9 HIXKe) ¢ BEPOSITHOCTHIO 1 :

n

1 3 . 5 _
EZI(JO@)(%‘ —Di) — gZE(I(pi)(Wi —pi))| =0 (3.9)
i=1 =1
npu n — o0.
[To ompejiesieHUIO TETEPMUHUPOBAHHOTO MTPOTHO3a P; U (DYHKITUN

wy (p)

Y wop)(0)(wi —v) = Y we(p)I(0)(wi —pi)| <A (3.10)

veV veV

1B ciryuae xorja w; ecTh (BYHKIMS OT 3HAYEHMI HPOIILIBIX IIPOTHO30B, 37€Ch
MMeEeTCS B BHUJY YCJIOBHOE MATEMAaTUUECKOE OXKHUJAHUE OTHOCUTEJHHO CJIyYaiiHbIX
BEJIUYUH D1, ..., Di—1-
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JIIST KaXKJI0TO %.
[Tpumensiem HepasercTBo Komu—ByHsikoBekoro K Bekropam { iy, (v) :
veV}u{l(v):veV} yanrssaem (3.10) u momydaem

Z Z wy (pi) 1 (v)(wi — pi)

i=1veV
= Z[(U)Zwu(pi)(wi_pi> <
veV 1=1
< 2 (m@)? [ I(0) <
veV veV

< VEKn, (3.11)

rae K = 1/A - 4aucio nojpiHTepBaIoB pa3oueHusl.
Ucnonbays (3.10) u (3.11), nonydaem BEpXHIOIO OIEHKY JIJIsT a6CO-
JIFOTHON BEJIMYMHBI CyMMbI MaTeMATHIECKUX OxKuUIanuil (3.8) :

> E(I(pi) (wi — ﬁi))‘ =
i=1

DD welpi) I (v)(wi —v)
i=1 veV
< An++/n/A (3.13)

N

(3.12)

TSt BCEX M.
N3 (3.12) u (3.9) moyvaem, 9TO ¢ BEPOATHOCTHIO 1:

lim sup
n—oo

<A, (3.14)

% > 1(Bi)(wi = Bi)
=1

CdopmynupyemM pe3yabTaTbl 9TOTO pasjesia B BUAE CJIEIyIONIEei
TEOPEMBI.

Teopewma 3.1. /i xasicdozo A > 0 Mo2icHO nocmpoums ar2opumam,
6u10a10WUT PAHIOMUSUPOSAHHBIE NPO2HO3DL, MAKOT, YMO 0AA A100020
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nodvinmepsana I C [0, 1] nepaserncmeo

. 1, _
imsup - 37 1) e - 0] < &
n—oo |T 1

suNOANERO NOYMU 6ctody, 2de I(p) — rapaxmepucmuseckas GyrKyus
aMmoeo no@bmmepsa/m.

Eciu B mporiecce KOHCTPYKIMU B OIPEJEICHHBIE MOMEHTBI Bpe-
MEeHU Ng, § = 1,2,..., u3mensatb A = A, tak, arodbsr Ay — 0 upn
§ — 00, MOXKHO JIOCTHYb aCUMITOTUIECKH TOYHOTO PE3YIbTaTa:

Teopema 3.2. Mootcro nocmpoums anzopumm, 6v0a0UUL paHdo-
MUBUPOBAHHBIE NPO2HO3DL, MAKOU, YMO dad 06020 NOJbIHMEPBANQ
<o,
1
lim —

n—oo N

n
> I(pi)(wi —pi) =0
=1
nowmu 6c¢100y.

JeTaanm KOHCTPYKIINN MPUBEJIEHBI B paszaene 3.5.1.
[Tporuo3sel, yI0BAETBOPSIONINE YCJIOBUIO TEOPEMBI 3.2, OyIyT Ha-
3BIBATHCS LOPOULO KAAUOPYEMBLMU.

3.4. IIporuozupoBaHue C ITPOU3BOJILHBIM SIJIPOM

Cy1mecTByIOT JBa MOIX0Ja K YHUBEPCAJIHLHOMY IIPOrHO3UPOBAHUIO:

- YHUBEpPCAJILHOE TIPOrHO3UPOBAHNE, IIPU KOTOPOM B Ka4€eCTBE ITPO-
THO3a BBIJAETCS PacIIpejieJleHne BEPOSTHOCTEN Ha MHOXKECTBE BO3-
MOKHBIX IIPOTHO30B (B YaCTHOCTH, B CJIydae OMHAPHBIX I10CJIEI0BA-
TeJIbHOCTEIT MHOYKECTBO BO3MOXKHBIX ITPOTHO30B COCTOUT U3 JIBYX JJIe-
MEHTOB, KaK B IPEJbIIYIIEM pasjesie); IPU 3TOM B KAadecTBe Ipa-
BUJI BBIOOPA WMCIOJIB3YIOTCS MTPOU3BOJIBHBIE IMOIBIHTEPBAJIBI € IIMHIY-
HOI'O MHTEPBAJIA;

- YHUBEpCaJIbHOE IIPOTHO3UPOBAHNE, IIPU KOTOPOM IIPOTHO3 SIBJIsI-
eTcs JIeTepMUHUPOBAHHBIM, OJHAKO B KadecTBe MPaBUJI BbIOOpa pas-
pelraeTcs MCIOJIb30BATh TOJBKO IUIAJIKNE MPUOJINKEHNST K XapaKTe-
pucTuIecKuM (PYHKIINAM IIOABIHTEPBAIOB eIUHUIHOIO NHTEpPBAaJIa.
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Puc. 2.1. Ilpumep mocaesoBaTeTbHOCTH JAHHBIX W1,Ws, ... U IOCIEI0BA~

TEJIFHOCTH KAJIMOPYEMBIX IPOTHO30B P1, P2, - - -

B mepBom citydae HOCII€I0BATENBHOCT TPOIHO30B Y/IO0BIETBODSI-
eT YCJIOBHIO KaJUOPYeMOCTH € BEPOSITHOCTBIO eauHuIa. Bo BTOpOM
cllydae yCJIoBHe KaJnOPyeMOCTH IIPOCTO BBIIOJIHEHO JJIst IIOCJIe/I0Ba-
TEJILHOCTH JIeTePMUHUPOBAHHBIX IIPOTHO30B C IVIAIKUMU BECAMHU.

MozkHO moKa3aTh, 9To 068 ITU HOXO/IA [0 CYIIECTBY SKBHBAJICHT-
Hel (eMm. [21]).

Bropoii MeTos mporHosuposanus 6yeT PACCMOTPEH B 9TOM pas-
Jeie.

Meton mocTpoeHusi aJropuTMOB YHUBEPCAJILHOTO ITPOrHO3UPOBA-
HUsA, TIpeJIozKeHHbI B paborax Pocrepa n Boxpsl [17], a Takxke Ka-
kajie nu Pocrepa [21], 6b11 0606men B. BoekoM Ha cityuail nmpoms-
BOJIBHBIX s1/1ep B paborax [44] u [47]. B aT0M pasjese Mbl ipe/icTaBuM
OCHOBHYIO HJIEI0 9TOr0 0DOOIIEHUSI.

[IpeaBapurebHo cOPMyIHpPYEM 3a/1ady IPOrHO3UPOBAHUS B BH-

177



FORn=1,2, ...

Ipupoda anOHCUpYyeT CUTHAI Ty, € X.

Cxenmux aHOHCUPYET HeNpPepbIBHYIO 110 p dbyHKImo Sy, @ [0,1] — R.
IIpedcrasameny anoncupyer nporuos p, € [0, 1].

IIpupoda anoucupyer ucxon y, € {0,1}.

Cxenmux BBIYUCISIET CBOM BBIMT'PBIII Ha, IIare 7 UrPbI

ICn = K:n—l + Sn(pn)(yn - pn)-

ENDFOR

Puc. 3.3: Ajropursm 111 BBIYKC/IEHUST JIETEPMUHUPOBAHHBIX ITPEICKaA-
3aHUI B CJIydae IPOU3BOJILHOTO APa

Jie HEKOTOPO# abCTPaKTHON UIPhl MeXK Ty urpokamu: IIpupoda, Ilpeo-
cxadamenv u Ckenmux. Irpok Ckenmuk OyIeT onpenessiTh 1eJIb Ur-
pbl. Ha kaxkjiom 1are n Ckenmukx aHOHCUPYET HEIIPEPhIBHYIO (DYHK-
o Sy (p) m mocie Toro Kak I[Ipedckasamens u IIpupoda obbsiBU-
JII CBOM XOJIbI IOJICYUTHIBAET CBOI BBIMI'PBIINI KaK 9TO YKa3aHO Ha
puc. 3.3.

Wrpa perynupyercst IpOTOKOJIOM, IPUBEICHHBIM Ha, pHUcC. 3.3.

B sT0it urpe mporuossr OyIyT J€TEPMUHUPOBAHHBIMU, ITOI0OHO
[IPOrHO3aM P;, KOTOPbIE BBIYHUC/ISIIOTCSI B BUJie KOPHeil ypaBHeHUI Tu-
na (3.6) B paszese 3.3. MbI paccmoTpuM 6oJiee 0OIIYIO TIOCTAHOBKY, &
HMEHHO, BBEJIEM JIOIOJTHUTEIHLHYIO NH(POPMAIUIO — CULHAAbL.

3asano MHOXKecTBO curHaaoB X C R™ — MHOXKECTBO 1mM-MEpPHbBIX
BEKTOPOB T = (Z1, ..., Ty,), HA KOTOPOM PACCMATPUBAETCs OObITHAST
m-MepHasl €BKJIMI0Ba HOPMa

CurnaJjibl MOYKHO WHTEPIIPETUPOBATH KaK JOMOJHUTEIbHYI0 MHQOD-
MaIiio, KoTopas rnocrynaer [Ipedckaszamento B pexkuMe OHJIANH.
[Tonaraem HauabHBIA BeIUTphINT Ckenmuka Ko = 1.
Carenyromast TeopeMa 1oKa3bIBaeT, 9To [Ipedckazament UMeeT crpa-
TEruto, Ipu KOTOPOil BRIMIphIT Ckenmuka He Bo3pacTaeT Kak Ob1 Ipu-
poda He BLIOUPAJIa CBOU XOJIBI.
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Teopema 3.3. [Ipedckaszament umeem cmpamezuto OAf 6bUUCAEHUA
nPo2H0308 P, Npu Komopotd Ko 2 K1 > ... Ky > ...

Jlokazamenvcmeso. Crparerust [Ipedckasamens 3aKII09aETCs B Cle-
JIYTOIIEM.

Ha npoussosibaoM mare n urpbl IIpedckazamens BHIMUCISET CBOR
IIPOTHO3 Py, CJELYIOMUM 00PA30M.

[Iycrs Sy, (p) — nenpepbiBaas 10 p GYHKIUS, aHOHCUPOBAHHAS
Crxenmurkom coracHo npoTokosy Ha puc. 3.3. Eciau S, (p) nonoxu-
TestbHO Jtst Beex p € [0, 1], To mosaraem py, = 1. Ecom Sy, (p) orpuna-
TesibHO st Beex p € [0, 1], To nosnaraem p, = 0. B nporusHoM cirydae
U3 TEOPEMBI O MPOMEKYTOIHBIX 3HAYECHUX CJIELYET, YTO ypPaBHEHUE

Sn(p) =0, (3.15)

paccMaTpUBaeMOe OTHOCHTEIBLHO P, UMeeT KOpeHb. B sToM ciydae
IIpedcraszamens BLIOMpaeT B Ka4eCTBE P, OIUH U3 TAKUX KOPHEH.

JIerko BUIeTH, 9TO MPW TAKOM BBIOOpE P, BBHIUIPLIN Ckenmuka
BCerJla He BO3pacTaeT, KaK Obl OH HE BBLIOMPAJ HEIPEPBIBHYIO 1O P
dbyukmuio S, (p) n kak 661 [Ipupoda He BHIOWpAsa CBOW XOJBI, T.€.
BCErJia BBIITOJTHEHO

Ko>Ki>...Kn>...

I BeeX n. A

Mgt 6yzem ucnosbzosars siapo K((p, z), (p/, ') - cummerpuanyio
HOJIO?KUTE/ILHO OIPeIeJIeHHYI0 BeIeCTBeHHYIO TVIaIKYI0 PyHKIIUIO Ha
([0,1] x X)2. IIpumep sstpa — TayccoBoO AIPO:

K((p7j)7(pl7j/)) =
)2 T — i’l 2

07 03

r7e 01, 09 — IMapaMeTpPhl SIpa.

Paccmorpum ciemnyromyio crparernto Ckenmuka, KoTopas 6yiaer
BBIHY2KJATh [Ipedckazamens nesaTh Ha KayKJIOM IIare n “XopoIrno Ka-
Jmbpyembie” Tporuo3el. [lycrs B Havasie mara n mporHo3bl P1, . « . , Pn_1
y2Ke m3BeCTHBI. PaccMoTpuM DyHKITHIO

n—1
Sn(p) = ZK((p,.fn), (plvil))(yl - pi)'

=1
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[Iycre Ilpedckasament UCHONIB3yeT CTPATETHIO, OIMCAHHYIO B Teope-
me 3.3. Torna Boiurpeim Ckenmuka 3a N IIAroB UTPhI YIAOBIETBOPSAET
COOTHOIIIEHUSIM

N
Kn=Ko=>_ Su(pn)(yn —pn) =

N n=1
=2 D K (o, @), (b 0)) (i = i) (g = P) =

1 N N
=3 3 Z K((pn, Tn), (0is ) (i — i) (Yn — Pn) —

N
ZK((pnajn)v (pmiz‘n))(yn _pn)2' (3~17)
n=1

CorytacHo pe3dysbraTaM pasjeia 2.5 CymeCTBYIOT M'MIbOEPTOBO PO-
cTpaHcTBO Hpu3HaKoB H u orobpaxkenue @ : [0,1] x X — H rakoe,
9TO

K(a,b) = (2(a) - ®(b))

upu a, b € [0, 1] x X, rye Toukoii 0603HAUEHO CKAJISIPHOE IPOU3BEIEHIEe
B npocrpaHcTBe H (nasee || - || — cooTBeTcTBYyIOMAT HOPMA).
Besmunna ¢y = sup |[®(a)|| HaspiBaeTCs KOHCTAHTON BJIOXKEHMsI

a
(embedding constant). Mer paccmarpuBaeM sijipa, Jjisi KOTOPBIX CO-
OTBETCTBYIONIAsI BEJIMUNHA, KOHEUHA: ¢y < OO.
[lepenumiem (3.17) B Buge

2

1| &L
Ky =Ko=3 Z B (P, Zn) (Yn — pn)|| —
1?1;1 _
2 > @ ((n, ) (yn — p)l* (3.18)
n=1

ITo mpeamomIoXKeHmo

e = sup||B(p, B)]| < .
p?x
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ITo Teopeme 3.3 mepaserncTso Ky — Ky < 0 BhITOIHEHO 71T BCex V.
Torna uz (3.18) caemyer

N
= 1
Z(I) pn,xn _pn) < §NCQ (319)
Hepagsencrso (3.19) nepenniem B Bujie
N
E <I>(pm jn)(yn - pn) < \/NC (3.20)
n=1

NuabivMn CJIOBaMHU, CpeJIHAA OIINOKA AJIrOpUTMa IIpeJCKa3aHusd orpa-
Hu4geHa

N

Z (i)(pru jn)(yn - pn)

n=1

C

< —.
VN

1
N

Mcnonb3yst Moy Yennyio OleHKy CpejiHeil OMmMOKN ajJropuTMa Mpe/l-
CKa3aHMUsl, TOJIyYUM PE3YJbTAT O KAJUOPYEeMOCTH, aHAJOIMYIHBIH pe-
3yaBTaTy U3 pasnena 3.3. 71 3Toro Bo3bMeM B KaUecTBe SApa KaKoe-
HUOY/Ib CeMEHCTBO TVIAJKUX TPUOMKEHUH K XapaKTepPUCTUIECKUM
dyHKIMAM 0HO3IeMEeHTHBIX MHOXKecTB {(p*, %)}, tme (p*,z*) €
[0,1] x X, me. cemeiicTBO dyHKIMIT BH/IA

K((®"7%), (p, 7)) = e z+)(p, T)- (3.21)

IIpumepom Takoro cemeiicrsa Iy« (p) sIBIsieTCST CeMENCTBO IayCCOBBIX
sep Trna (3.16).
JList Tporuo30B p; OyAeT BBITOJHEHO

Caencrsue 3.1.

N C2
Z pm-rn)(yn _pn) < (3.22)

El

daa kaocdod mouru (p*,z*) € [0,1] x X
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Zoxasameavcmeo. 1lo cBoiicTBY simpa cyImecTByeT Takas (pyHK-
st ®(p,T) co 3HAUEHUSIMH B HEKOTOPOM TI'HJIBOEPTOBOM IIPOCTPAH-
CTBE IPU3HAKOB H, 4TO

K((p*,3), (p, 7)) = I o) (P, T) = (R(p", 77) - O(p, ).

[Tpumenum nepasencTBo Komun—ByHsikoBckoro k Hepasencrsy (3.20)
1 TTOJIy YUM

N
Z I(P*@*)(pnﬂ Tn)(Yn — Pn)
N ) n=1 _
((Z P (pn, Tn)(Yn — pn)> - O (p*, :C*)>
n=1

N —
Z (I)(pna i‘n)(yn - pn)
n=1

<

<

|||‘1>(p*,f*)|| < C*VN.

Orcrona nommydaem (3.22). A

Bennunna
N

E I(p*,a‘:*)(pnafn)
n=1
SIBJISIETCsI TJIAJIKUM AQHAJOTOM 9HCJa 1ap (Pp, Tp), HAXOISAIIUXCS B
2299

“MsrKOi” oKpecTHOCTH Tapbl (p*, T*).
Hepasencrso (3.22) MOXKHO IIepenucarb B BUJIE

N
E I(p*,i*)(pmjn)(yn _pn) 2
n=l < VN . (323)

I(p*,i*) (pn, jn)

M=

N
Z:l I(p*,a_c*) (pnv jn)

n=1

Onenka (3.23) mMeeT CMBICT PR
N
> I 54 (Pns Bn) > VN,
n=1

T.€. CXOAUMOCTHb YaCTOT K IIPOrHO3aM 6y,ZL€T MEeTb MeCTO TOJIbBKO B

299

IIOAITIOCJIE JOBATECJIbHOCTAX “CTaTUCTUYECKHU 3HAYNMOMN JJINHBI.
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[IpecTaBmeHHbIil B 9TOM pa3ese aJropuT™ yHUBEPCATHHOTO TPO-
THO3UPOBAHUS MOYKHO JIETKO PeaIM30BaTh B BUJIE KOMITLIOTEPHOM TTPO-
TPaMMBI.

3.5. YHuUBepcaJbHas aJIrOPUTMUYECKas TOProBasi
cTparerus

B sTom pasmene Mbl paccMOTpUM (DUHAHCOBOE MPHUJIOKEHIE METOIA
IIOCTPOEHHUS XOPOINO KaJHOPyeMbIX IPeICKa3anuil. © AaropurMude-
ckast Toprosis (Algorithmic trading) — 510 dhopmMann30BaHHBIN TPO-
II€CC COBEPIIEHUS TOPTOBBIX ONepaInii Ha (PUHAHCOBBIX PHIHKAX I10 32~
JIAHHOMY AJIPOPUTMY C HCIIOJb30BAHMEM CIEIHAJIU3UPOBAHHBIX KOM-
HBIOTEPHBIX CUCTEM (TOPrOBBIX POOOTOB).

Teoperuko-nHOOPMAIMOHHBIIN HOIXO0/ K [IOCTPOEHUIO YHIBEPCAJIb-
HBIX TOProBBIX cTpareruii 6611 ocHoBan Kosepom u Opentimxom [14],
KOTOPBIE PEJIOKIIN aJITOPUTM JIJIsl TIOCTPOEHUs ‘YHUBEPCAJIBHOTO”
AUHAMIYecKoro rnoprdes aknuii. CBOCTBO YHUBEPCAJIHLHOCTH STOIO
aJITOpUTMa 3aKJ/II0YaeTCdA B TOM, YTO OH ABJIAETCA aCHUMIITOTHYCCKU
HaWIy4YIIAM B IIEJIOM KJIacce TOProBLIX crpareruii. AsiropurMm Ko-
Bepa JUHAMUYECKHU IlepepaclpejiesisieT JTeHbIM MeXKJy HEeCKOJIbKUMU
AKIMSAME B 3aBUCUMOCTH OT MX TEKYIIel JTOXOJHOCTH TakK, YTO IIOJIy-
YaeMblil UM JOXO/ OKa3bIBaCTCA aCUMIITOTUYICCKN HE MCEHBIINM, Y€eM
JIOXO[I OT JIF00OO# TOCTOSTHHOM CTpaTeruu BJIOXKEHUs B 9TH akimu. [Ipu
9TOM HeE JeJIaeTCAd HUKAKHNX CTOXaCTHYICCKUX IIpe,ZLIIO.HO}KeHI/IIU/I O I10BE-
JIEHUN BpPEeMeHHBIX PsNOB LeH aknuii. [lomydeHHble pe3yabTaThl IMe-
FOT CMBICJT TIPHU JIFOOOM XapaKTepe M3MEHEHUsI TeH aKI[hil.

Tounas mocranoBka u ajgroput™m Kosepa OyayT MpUBEIEeHBI B pa3-
nese 5.8 B paMKax 6ojiee oOIeil Teopuu, a B 3TOM pas3jese Mbl IpU-
BeJIeM JIPYTOil aJIrOPUTM MOAOOHOTO POJIA I AJITOPUTMUIECKON TOP-
TOBJIM C OJHOM aKIeil. 9TO AJTOPUTM TaKKe OyIeT JaBaTh ACHMII-
TOTUIECKN HAMOOJBINNI TOXO IO CPABHEHUIO C JIFOOOM “HE CIIUIITKOM
CJIOZKHOI TOPIOBOI CTpaTerueii.

HauHbBIl aaropuTM OymeT HCIOJIb30BATh XOPOIIO KAJHOpyeMble
[IPOTrHO3LI IeH akuuu. Meros npeackasaHus OygeT OCHOBAH Ha KOM-

5roT pasaes Moker GHITH TPOMYINEH IPH IEPBOM UTCHIH.
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OMHAIINY METO/Ia IOCTPOEHHST PAHIOMU3UPOBAHHBIX IIPEACKA3aHN 13
paszesna 3.3 U MeTOJIa TIPeJICKA3aHUI ¢ UCIIOJIB30BAHUEM siJIED U3 pa3-
nesta 3.4. B ocHOBe BCero aToro moaxoma JEXKHUT IIOHATHE KAJIHOPyeMo-
CTU IpencKa3aHuil, npemioxkennoe JIsBugaoM 1 panee pacCMOTPEHHOE
B paszaeie 3.2. Mpr 06001mmM ero mist 60Jiee MMPOKOro KIacca MPaBuI
BBIOODA.

OCHOBHOI pe3ysIbTaT TOTO pasjesia — TeopeMa 3.4 — yTBep:KIa-
€T, YTO IpejjiaraeMasi B 9TOM Pas3jie/ie TOProBasi CTpaTerusl siBJIseTcs
yHI/IBepca.HI)HOIU/I — OHa dBJIAETCHd aCUMIITOTUYECCKU HaI/IJIy‘ILHeI';I B KJIacC-
ce BCexX CTpaTeruii, IpeiCTaB/IeHHbIX HEIPEPBIBHBIMYU (PYHKIUSIMEA OT
BxojHOU mHMopMarnuu. [1oapodHO 3TOT METOS U COOTBETCTBYIOIITE
JUC/IEHHBIE SKCIEPUMEHTHI IIPEeCTaB/IeHbl B cTaThe Boioruna u Tpy-
HoBa [49].

[IpeamooKuM, ITO BEIleCTBEHHbIE 3HATEHHS S, .52, . . . , KOTOPBIE
MBI OyIeM UHTEPIPEeTHPOBATh KaK IEeHbLl HEKOTOPOI aKIUH, IOCTYIIa-
0T B pekuMe omJiaiia. MblI Takzke MpemoaraeM, YTo OHU OrpaHuIe-
HBI U1 HOPMUPOBaHBI Tak, 1o 0 < S; < 1 jist Beex .

B mporecce Toproeiau Ha (PUHAHCOBOM PBIHKE TpEHIepbl MOKY-
AT U OpotaroT akimuu. Mbl cunraeMm, unciao C IOKyIaeMbIX WA
IpoJaBa€MbIX €IMHUNIL (bI/IHaHCOBOI‘O UHCTPYMEHTa MO2KET IIPUHUMATDH
Jioboe BellecTBeHHOe 3HadeHue. JlomycKaeTcss BOSMOXKHOCTDL ITOKY-
naTh orpunare/ibHoe uncao akuii: upu C' > 0, nokynka —C' aknuii
SKBUBaJIeHTHA Tpomaxke C' akimii, a mpogayka —C' aKIuii S9KBUBAJIECHT-
Ha nokynke C' akmmit. Mbl Tak»Ke JIOMYCKaeM, UTO KaXK bl Tpeiiiep
MOXKET OJAJIXKIBATDH JEHBI'HM B HEOIPAHUIEHHOM KOJIHMYECTBE.

[Toyx crparerueil Mbl HOHMMAEM HEKOTOPBIH aJroputMm (Moxer
OLITH PAHJIOMU3MPOBAHHBIN), KOTOPBIl B Hadaje KayKI0r0 payHia i
urpel BogaeT aucio C; eTuHUI, (GpUHAHCOBOIO MHCTPYMEHTA, KOTOPOE
HEeOOXOIMMO KYIIUTh (€CJIU 9TO YUCIIO OJI0KUTEJIbHOE MU PABHOE HY-
JII0) WJIM TIPOJIaTh (ec/in OHO OTPHIATEIbHOE) 10 IeHe S;—1. B Kownie
3TOr0 »Ke payHJa Tpeijiep NpojaeT KylJeHHble eJIMHUIbI NN TTOKY-
[aeT MPOJAHHBIE B TOM K€ KOJIMYECTBE, COOTBETCTBEHHO, 110 IeHe S;.
Takum obpazom, 3a i-if payH I UI'PBI KAITUTAJ Tpeiiaepa yBeJInanBaeT-
cs (ymenbmmaercst) na Besmauay C;(S; — Si—1).

[IpoBejiem cpaBHEHME JIBYX TUIIOB TOPIOBBIX CTpaTeruii Ha (puHAH-
COBOM DBIHKE B BHJE IPOTOKOJIA UIPHI C ABYyMsl THIAMH TPEHIepOB:
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Ha mrare ¢ 1petidep M ucronb3yer paHI0MU3UPOBAHHYIO CTPATETHIO
— OH HLOKYIAeT CIydaiiHoe 9uc/ao axiuii M;, KOTOPOe BBIMUCIISLETCH
HEKOTOPBIM PaHIOMU3UPOBAHHBIM aJiropuT™MoM; Tpetidep D — mpen-
CTaBUTE]Ib [TMPOKOTO KJjacca Tpeiijiepos, o nokymnaer D(x;) aknuii,
rae D — npousBosibHAs HenpepbiBHAsA (DYHKINs, ONPEJICJICHHAA Ha
enunanaHoM orpeske [0, 1], a x; — aucno usz orpeska [0, 1], B KoTopom
3aKOMPOBaHa BXO(Hast H(GOPMAIUs 1 KOTOPOE BBIJIAETCs Tpeiiaepam
IpeXKIe, YeM OHM IIPUMEHSIT cBoU MeTozAbl. TakuMm obpasoMm, C; paBHO
M; mst Tpetidepa M n pasHO D(z;) nna Tpetidepos D Broporo tua.

BemecrBennoe ncio x;, Kak u B paszaene 3.4, OygeT TakxKe Ha-
BBIBATBCA CULHAAOM WA QONOAHUMEALHOT utdopmaruet. Jucmo x;
npunaiexut [0, 1] 1 B HeM MoxKeT ObITh 3aKOAUPOBAHA JII00asT TUCI0-
Bast undopmarmst. Hanpumep, 970 MokeT OBITH jayke OyryIas 1eHa
akmuu S;.

Kaxxnpiit Tpetidep D ucnonb3yeT Ha mare ¢ TOJLKO HHGOPMAIIIO
x; — o nokynaer (mau npogaer) D(z;) emunun akiun. Crparerusi
3TOro THUIIA OYIET HA3LIBATLCI CMAUUOHAPHOU.

s Tpetidepa M nannasi urpa siBJISIETCS UI'POM ¢ TOJHOM HHGOP-
Marmeii. AsropurMm 1petidepa M OyneT HCIOIB30BATH BCE 3HAYCHUS
Sj—1mx; upn j < i.

[Iporibie IEHBI AKIUH, CUTHAJIBL U ClIeJIaHHbIE IPEICKA3AHNST TaK-
JKe€ MOXKHO 3aKOIMPOBATh B CUrHAJEe x;, modroMmy 1petidep D mo-
JKET HCIOJIb30BaTh 3Ty HHMOPMALN0. 31eCh HUMeeTCs OrpaHNYeHNe
— dyukiwsa D nomkHa ObITH HENPEPBIBHOM.

Pangmomuzanusi. Crparerus Tpetidepa M aBisiercst paH oMU3H-
posannoii. Hamomuum Meron pamgoMusanuu us paszgena 3.3. Ilycrn
K — upoussosibHOE HaTypajbHOe 4ucyo. Pasbusaem unrepsad [0, 1]
Ha K paBHBIX HOAbIHTEPBAIOB jinHbl A = 1/K ¢ moMoIpio parmo-
HaJIBHBIX Touek v; = 1A, e ¢ = 0,1,..., K. Ilycrs V' — MHOXKECTBO
s1ux ToYeK. JIoboe uncio p € [0,1] MoxkeT GBITH MpEJCTABICHO B
BUJIE JINHEHHON KOMOMHAIIMK JBYX TPAHUYHBIX TOYEK IIOJBIHTEPBAJIA,
COJIEPXKAIIIErO P:

p=>_ wy(p)v=wy_, (p)vi—1 + wy, (p)vi, (3.24)
veV

e p € [vi_1,v), i = |p'/A+ 1], Wy, (p) =1—(p—vim1)/An
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Wy, (p) =1 — (v; —p)/A. Onpenemmnm wy,(p) = 0 151 BceX OCTATBHBIX
veV.

[IycTb p paBHO V;—1 C BEPOSTHOCTBIO W,y ,(P) W PABHO V; C BEPO-
SITHOCTBIO Wy, (D).

O6oznaunm gepe3 wW(p) = (wy(p) : v € V) BEKTOP ITUX BEPOSTHO-
creit. [oBOpuM, YTO MBI OKPYIJVISEM YUCJO P N0 V;—1 C BEPOATHOCTHIO
Wy, ,(p) ® 10 v; ¢ BEPOATHOCTBIO Wy, (D).

B nasbHeiiiem Mbl Oy/ieM paccMaTpUBaTh HEPEMEHHYIO TOYHOCTH
OKPYIJIEHUS, & UMEHHO, Oy/ieT 3a/1aHa II0CJe0BaTebHOCTD lTapaMeT-
poB Ay > As > --- — 0. Ha kakmom mare KOHCTPYKIIMH MBI OyaeM
OKPYTJIATH YHCJIa BBITEYKA3aHHBIM CIIOCOOOM C TOYHOCTBIO JIO OJTHOT'O
u3 Takux 4A;. Takoii criocob cirydaifHoro oOKpyrieHust OyaeT Ha3bIBaTh-
¢ nocaedosamenvroti pardomu3ane.

YuuBepcasbHasa ToproBasi crparerus. OnpemennMm yHEBEP-
CAJIBHYIO TOPTOBYIO CTPATETMIO B BUJIE TOCIEIOBATEILHOCTH CJIyUaii-
HBIX BEJIUYNH Mi, 1 =1,2,.... g Toro, 9To0bI MOCTPOUTDH TAKYIO
CTPATEruio, Ha KaXXJOM PAayHJE | BBIYUCJISEM MIPOTHO3 p; OyILyIero
3HAaYEHUs IEHbI COTJIACHO AJITOPUTMY, KOTOPLI OymeT NnpuBejieH Ha
puc. 3.5 B pazzeite 3.5.1 HmKe. PaHAOMU3UPYET 9TO YHUCIO, T.€., OIpe-
JIEJINM COOTBETCTBYIOINLYIO CJIYYaHYIO BEJIMYUHY Dj.

IToguepkHeM, 9TO B TPOTOKOJIE, IPEACTABIEHHOM Ha puc. 3.4, pea-
JIM3AIs CITyYaiiHol Besmauubl M cKpbiTa 0T Pbika, KOTJA OH AHOH-
cupyer 1ieqy S;. Poirok MOXKeT 3HATH METO/I PAHIOMU3AIUN U BHIIUC-
JISITh BEPOSITHOCTH COOBITHUI Ml =1m MZ =—1.

Mpr TakKe paHjoMU3UpyeM Hpebiayiinee (yKe M3BeCTHOe Tpeii-
JilepaM) 3HaYeHue TEeHbl S;_1, T.€., OPEIEJUM COOTBETCTBYIOILYIO CJIy-
JaHyI0 BeJINIUHY S’i—1~

ITociie BCeX 9TUX IPUTOTOBJICHHI, ompexenuM M; COIIacHO 1po-
TOKOJIY, TPUBEJIEHHOMY Ha puc. 3.4.

l'oBopuMm, 4TO B ciiydae M; >0 Tpetidep M niepexoaut Ha JJINH-
HYIO IO3UINIO; OH MEPEXOIUT Ha KOPOTKYIO MO3UINI0, B IPOTUBHOM
cayuae.b To e camoe ornocurcs k Tpetidepy D.

S Nnunmas mozumus Ha GUHAHCOBOM PBIHKE — 9TO IPHOGPETEHHE IIEHHEIX OyMAar
B HaYaJjIe payHJIa UI'PHI C [IEJbI0 UX IIPOJIA’KU B KOHIIE PayHJia B pacyere Ha yBeJIu-
4yeHue ux cronmoctu. KopoTkast O3UIUs — 9TO IIPOJIArKa OJ(0JZKEHHBIX (y Jpyroro
Tpefimepa) aknuii B HaIaIe PAyH/IA TP C [EJIbIO0 WX MOKYIIKA U BO3BPAIICHUS B
KOHIIe payHJia Urpbl. Ilepexossi Ha KOPOTKYIO MO3WIMIO, TPEiep PacCIUThIBAET
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Homaraem KF =0 u ) = 0.

FOR i =1,2,...

Puinor anoncupyer curnan x; € [0, 1].

OrnpeiesiuM TOYHOCTD CJIydailHONO OKpyTJyieHusT Ha mare i: A = Ay,
e ng < i < ngy1 (mocsmemoBaresnbHOCTH Ny U Ag, s = 1,2,...,
olIpe/JieJIeHbl HU2Ke 1ocsie HepaBeHcTBa (3.46) B mokaszaresnbcrse Teo-
peMel 3.5 naiee).

BeorumcisieM Iporuos p; ¢ MOMOIIBIO aJrOPUTMa, TPUBOJUMOTO HIZKE
Ha puc. 3.5, ¢ BXOJHBLIM IapaMeTpoM A.

[TonyuaeM paHIOMU3UPOBAHHOE 3HAUEHUE MTPOTHO3A: Pj.

IosyyaeM pasOMU3MPOBAHHOE 3HAYEHHE IeHbL: Sj_1.

Tpetidep M nokynaer M; axiuii 1o uese Sj_; 3a KazKLylo, Iie

i — 1, ecstu p; > Si_1,
! —1, B mpoTUBHOM ciIy4ae.

Tpetidep D nokynaer D(x;) akiuit 110 nene S;_1 3a Kaxjyto, rjae D
— IIpU3BOJIbHAsI HenpepbiBHast yHKIwms Ha [0, 1].

Puoirox 0b6bsiBisieT 1eHy S; aKIuu.

Tpetidep M upomaer M; aknuii 1o nene S; U OGHOBJISET 3HAUECHHUE
CBOETO KYMYJISATUBHOTO BBIUTPBIIIIA! ICZM = K?{l + MZ(Sl —Si—1)-
Tpetidep D nponaer D(z;) akuuii 1o 1ieHe S; 1 OGHOBJIsIET 3HAUYEHUE
cBoero KymyastusHoro semrpbiia: KP = KP |+ D(x;)(S; — Si—1).
ENDFOR

Puc. 3.4: IIpoTokon urpst
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Mpur pomyckaem, 9To Tpeiiiepbl MOI'YT OJAJIKUBATDH JEHBIU U aK-
MW B HeOrpaHW4IeHHOM KoJimdecTBe. [lo oxoHyanwm cepuu payHI0B
UTPBI MBI OIIEHUM BBIUTPBIIIT (MK JIOJT) KaXKJ0T0 U3 TPeiiiepoB.

I{eHTpaIbHBIM MOMEHTOM CTpaTerui M; sBISCTCS PAHIOME3HPO-
BaHHBII AJITOPUTM JJIsl BBIYHMCJIEHUs] IIPEJICKA3aHUI P;. DTOT aJiro-
puTM OyJeT upejcTaBieH Ha puc. 3.5 B pasueie 3.5.1.

Tpetidep M MOXKeT MOKYIATH WA MTPOJABATL TOJBKO OTHY aK-
muto. [losromy myist cpaBHeHUs 3MPEKTUBHOCTH CTpaTeruii Tpefiie-
POB HEOOXOIMMO HOPMUPOBaThL crpareruio 1petidepa D. Paccmorpum
HopMmy ||D|lec = sup |D(x)|, tae D — npousBosibHAsT HEIPEPBIBHAS

0<z<£1
dbyukuust, onpeesennas Ha equanaHOoM orpeske [0, 1]. Taree mbr Oy-
JIeM HCII0/1b30BaTh Beauauny || D4+ = max{1, || D]/~ } B kauecTBe HOp-
MUPYIOMIETO MHOYKUTESI.

[Ipennosnaraem, uro s3Hadenust Si,Sa, -+ € [0,1] u x1, 29, -+ €
[0, 1] momatoTest moce10BaTEIbHO B PEKIME OHJIAH B pAMKax IIpPO-
TOKOJIa, IIPEJICTaBJIEHHOrO Ha puc 3.4.

OCHOBHO# pe3yIbTAT 9TOTO pas3fiesa MPEJCTABIM B BUJE Teope-
MBI 3.4, KOTOpasd yTBEPKIAET, UTO, C BEPOITHOCTHIO 1, CpeTHMIT BBHIUT-
PBIIIT YHUBEPCAJIBLHONW TOPrOBOM CTPATEIMH ACHMIITOTUIECKN HE MEHb-
e 9eM CPEeJHUl BBIMTPBIII JIFOOON CTAIMOHAPHONW TOPrOBOW cTpaTte-
U, OTHECEHHBIN Ha, OHY AKIIUIO:

Teopema 3.4. Cmpamezusn Tpetidepa M sasasemcsa acumnmomuye-
CKU ONMUMAALHOU: OAS M0001 Henpepbieroll dynryuy D acumnmo-
MUYECKOE COOMHOWEHUE

S Y 14D
— — >
hgn inf - (K = IDIF'Ky)) =0 (3.25)

BHINOAHEHO NOYMYU BCIOAY OMHOCUMEALHO PACIPEICAECHUS BEPOATNHO-
cmeti, NopPoHcoenH020 Memodom PaHIOMUIAUUL.

Bamerum, uro TpeboBanue (3.25) mist Becex D SKBUBAJIEHTHO TpPe-
0OOBaHUIO BBIMIOJIHEHUS] HEPABEHCTBA:

lim inf = (KM —KD) =0

n—oo M

Ha YMEHBbHICHNE II€Hbl B KOHII€ payHJda UI'PBI.
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qst Beex D rakux, 910 || Do < 1.

[TockosbKy ycsoBue (3.25) aCHMITOTHYECKO onTHMabHoCTH 1'pet-
depa M BBITIOJIHEHO M OTHOCHTEILHO TPUBHAJILHOM crparerun D(z) =
0 JUIst BCeX x, 9Ta CTPATErus SIBJSETCS TaKkKe U ACUMNIMOMUNECKU
bespuckosoli.

Caenctue 3.2. Ynusepcarvrnas cmpamezusn Tpetidepa M asasemca
acumnmomudecky 6e3puckosol:

M

liminf —2 >0
n—oo N

BHIMONHEHO NOYTNU ecwdy.

JokazaTenbcTBO TeopeMmbl 3.4 mpuBegeHo B pazjese 3.5.2. Tam
MBI PACCMOTPHUM COOTBETCTBYIOILYIO TOPIOBYIO CTPATErHWio, KOTOPAas,
B CBOIO OYepelb, MCIOJJIb3yeT XOPOIIO KaauOpyeMble IpeIcKa3aHus,
orpeJiesisieMble B pasjese 3.5.1.

3.5.1. KasiubpyemocTh € JIONMOJHUTEIbHO mHEOpMAI-
en

B sToM paznesie MBI IPUBEJIEM U M3y TUM AJITOPUTM JIJIsT BBHITHCJIEHUST
XOPOITIO KATUOPYEMBIX TIPEICKA3aHI, KOTOPbIe OYIyT UCIOIH30BaATh-
Cst JUIsL OlIpeiesIeHusl TOproBoii crparerun M;.

Mpbr paccMOoTpuM IpaBuiia BeIOOPa IOAIIOCIEI0BATE/IHLHOCTEN 00-
Jlee OOIIIEro BUJA Ue€M Te, KOTOPble PACCMATPUBAINCH B pasjiesax 3.2
u 3.3. Jlyia npomssosbHoro nojmuoxkectsa S C [0,1]% = [0,1] x [0, 1]
OTIPETETTIM

Is(p,z) = { (1)7 zc;m (p,x) €S,

, POTHUBHOM cCJlydae,
rie p,x € [0,1]. B paznene 3.5.2 MbI Oy1eM HCHOJIB30BATH MHOYKECTBA
tuia S = {(p,z) :p >} wm S = {(p,x) : p < z}.

I'niab6GepTOBBI IPOCTPAHCTBA, HOPOXKAEHHBIE BOCIIPOU3BO-
Adiye siApoM. B KadecTBe IIepBOro srama J0Ka3aTeJbCTBa Teope-
MBI 3.4 MBI OKazKeM B pa3zfiesie 3.5.2, 94TO /I TPOU3BOJIBHOTO THJIb-
6eprosa npocrpancrsa RKHS Moo ompeneaurs crpareruio M;,
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KOTOpast sABJISETCH YHUBEPCAJILHON JJIs KJIACCA BCEX CTAI[MOHAPHBIX
cTpaTeruii, 3aaBaeMbIx (DYHKIIUSMU U3 3TOro mnpocTpancrsa. [locie
9TOr0, UCIOJIB3Ysl yHUBepcaibHOe mpocTpancTBo RKHS, Mbr mepene-
CceM CBOICTBO yHUBEPCAJIBHOCTH HA MTPOU3BOJILHBIE CTPATEIMH, 3a/a-
BaeMble HEIIPEPBIBHBIMU (DYHKIIASIMH.

Hanomuaum, 4To rusibbepTOBO MPOCTPAHCTBO JF (DYHKIHIA, OIpe-
JleJieHHBIX Ha MHOXKecTBe X HasbBaercs RKHS wa X, ecoim dynk-
moHasl f — f(x) siBisieTcst HeNpepbIBHBIM I KaxKjoro r € X.

O6osnauaeM || - || Hopmy Ha npocrpancTse F. Takke omnpejesisercs
cr(x) = sup |f(z)|. Koncranra Broxkenusi mpocrpamcrsa F oImpe-
Ifll7<1

JleJIsIeTCst Kak ¢r = sup cr ().
x

Mubr 6ynem pacemarpusarb RKHS F na X = [0,1] ¢ xoHeuHoii
KOHCTAHTOI BJIOXKeHUsI: ¢F < 00. BaxKHbIii puMep TakKoro mpocTpaH-
crea RKHS — cobonesckoe mpocrpancrso F = H'([0,1]), xoropoe
cocrouT u3 abCcosIOTHO HempepbiBHbIX (yHkiumii f : [0,1] — R ¢

£l < o0 wae I1f1r = \/J (@)t + [ (£/(8)2dt. an raxoro
npocrpaHcTBa cr = vcthl = 4/ if::z (cm. [45]).

[Iycts F — mekoropoe npocrpanctBo RKHS na X co ckansgpabiM
npoussesierneM (f - g) mus f,g € F. Ilo teopeme Pucca—®umepa
st moboro © € X cymecrsyer ky € F takoe, uro f(z) = (kg - f)
st Becex f € F. Torzma Bocpom3BosIee sIPO ONPEIEIeTCs Kak
K(z,y) = (k- ky).

B o6parhyto cTopony, job6oe siapo K (x,y) onpeessier HEKOTOpoe
xaHnoHuueckoe npocrpancteo RKHS F, a takke orobpakerue P :
X — F, rak uro K(z,y) = (®(x) - (y)).

I[Iycrs F — HekoTopoe rusibbeproso npocrpanctso RKHS Ha [0, 1]

C KOHEYHOIl KOHCTaHTOH BJOXKeHUs Cr, || - || — cooTBercTByM0OmAs
vopma u R(x,z") — supo ua [0, 1].

[Ipeanosaraem, 9To mocjae0BaTeIbHOCTD S1, So, - - - € [0, 1] Bere-
CTBEHHBIX YHCEJ U MOCIE0BATEILHOCTD 1, X2, -+ € [0,1] curnasos

MMOCTYTAIOT TIOCAEI0BATETHHO COTTIACHO ITPOTOKOJIY, ITPEICTABIEHHOMY
Ha puc. 3.4.

Teopema 3.5. Ilycmv € > 0. Mooicno nocmpoums aszopumm 0As
BUIMUCAEHUA NPOZHO308 D1, P2, ... MAKOU, YMO BHINOAHEHDL CACOYIO-
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WUE YCAOBUA:

e dasa 06020 6 > 0, das 06020 nodmmoosicecmsa S C [0,1]2 u
ons A106020 N ¢ sepoaMHOCMBIO He meree 1 —

> Is(Bi 7)(Si = 5i)| <
i=1

2
< 18n%/4e(ck 4+ 1)/ 4 ,/gln5 (3.26)

ede P1,P2,... — COOMBEMCMEYOWUE PAHOOMUSAUUL D1, D2, - - -
U 21,29,... — PAHOOMUIGUUU HuCes 2z1,29,..., 20e z; = S;_1,
1=1,2,...;

e Jdas awbozo D € F
> D(i)(Si — pi)| < IDllFy/ (¢ + D)n (3.27)
i=1

ons 6cexr n;

e das m06ozo nodmmosicecmsa S C [0,1]% ¢ seposammnocmuro 1

n
7}32@%2]5(15@',51‘)(51 —pi) = 0. (3.28)
i=1

oxazameavcmeo. 1lnan mokasarenberBa cienyronmii. CHadasa
mo 3agaHHoMy A > 0 MBI MOAUGMUIUPYEM PaHIOMU3UPOBAHHDBIN AJI-
TOpUTM M3 pasaena 3.3 U 00ObeINHUM €ro ¢ aJrOpUTMOM M3 pasie-
sa 3.4. Ilporuossr MoudUIUPOBAHHOIO AJrOpUTMa Oy/IyT Kaaudpo-
BaThCsl OTHOCUTEJIBHO PACITUPEHHBIX MIPABUJI BbIOOPaA Ha MOCJIEI0BA-
TesbHOCTH S71,52,... ¢ TounocThio 10 A. Ilocse sToro, Mbl mpume-
HUM 3TOT JI'OPUTM B YCJIOBUSX II€PEMEHHOU TOYHOCTU OKPYIJICHUA:
A — 0, Tak 9T0 OyIyT BBIIOJHEHBI YCJIOBUS TEOPEMBL.

Ilpennoxenue 3.1. IIpu npednosoosicenuar meopemovt 3.5 M0OAHCHO
NOCMPOUMDB AAOPUMM, OAA BOINUCAEHUA NPOZHOZ06 MAKOT, YIMO Gbi-
noaneno nepasencmeo (3.27) oas ecex D uz RKHS F u dana scex n.
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Taxotce das mobozo & > 0, aobozo S C [0,1]? u ao06ozo n ¢ eepoam-
Hocmwvlo He menee 1 — § bydem 6vimoanero:

> Is(Bis Z:)(Si = pi) | <
i=1

[\

n(c% +1) 4P 2

An + 2 A 5 05

Jloxasamenvcmeo. TIpeionoKuM, 9To JIeTepMUHIPOBAHHBIE ITPO-
[HO3BI D1, ..., Pp—1 yZKe ompejeseHbl (mojgaraem p; = 1/2). Boraunc-
JIIM TEIepPb JAeTEPMUHUPOBAHHBIN IIPOTHO3 Py, U CAYUIANHO OKPYTJINM
€ro Jio pp.

Paszbuenne V = {vg,..., vk} U BEPOSITHOCTH CJIy4ailHOIO OKPYT-
JieHnst ObLIN onpeiesieHbl 1o (3.24). Jlasee, Mbl OKPYIJISIeM JIeT€PMI-
HUPOBAHHBIN [IPOIHO3 Py, JIO Vj—1 C BEPOSITHOCTBIO Wy, (Pn) U 110 U; €
BEPOSITHOCTBIO Wy, (P ). MBI Takzke cydaiiHbIM 00pa3oM OKpPYIJIsieM
Zn, = Sp—1 10 Vs_1 C BEPOSTHOCTBIO Wy, , (2n) U JIO Us C BEPOSITHOCTHIO
Wy, (21), TIE 2 € [Us—1, V).

ycrs Wy (pn, 2n) = Wyt (Pp)wy2(2n), tie v = (v1,0?), vl 0?2 €V,
1 W(pn, 2n) = (Wy(pn, 2n) : v € V?) — BekTop, 3a1atommii BeposT-
HOCTHOE pacipeseenue na V2 =V x V. OupeennM cooTBeTCTBYIO-
mee sapo: K(p,z,p',2") = (W(p,z) - W(p',2)).

ITo onpenenennio siyipo R(x,x’) MOXKHO pe/icTaBUTEL B BUJE CKa-
JIIPHOTO IIPOU3BEJIEHNsI B IPOCTPAHCTBE Npu3HakoB: R(z,z') = (®(x)-
().

AﬂFOpHTM JJIgl BBIYHUCJIEHUA JIeTePMUHUPOBaAHHBIX Hpe,ZLCKaSaHI/IfI
P1,P2,... OpelcTaBaeH Ha puc. 3.5. IIpomomxmm mokasaTesrbCcTBO
npegiozkenusa 3.1. IlycTb mporHossl pi, pa, ... BBIYUCIEHBI C IIOMO-
MIBIO 9TOTO ajropuTma (cM. puc. 3.5).

ITo onpeie/IeHUIO IPOTHO3a, Py, B AJATOPUTME, IPEICTABJICHHOM Ha
puc. 3.5, 17151 ;moboro n u ucxona Sy, Boimosneno U(p,) (S, —pp) < 0.
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Oupenenum p; = 1/2. Nnnnmanusupyem napamerp A.

FORn=1,2...
n—1
Oupenemnm Uy (p) = 3 (K (P, 20, Pis 2i) + R(wn, ) (Si — pi).-
i=1
Ecmu U, (p) > 0 pst Beex p € [0,1], To oupenenum p, = 1;
Eciu Uy, (p) < 0 mist Beex p € [0, 1], To onpegpennm p, = 0.
B nporusHOM citydae, mycThb P, €CThb KaKOH-JInO0 KOPEHb ypaBHEHUS
U, (p) = 0 (Takoii KOpeHb CYIIECTBYET [0 T€OPEME O IIPOMEXKYTOTHOM
3HAYCHUN).

ENDFOR

Puc. 3.5: AnropurMm jjist BBIYUC/IEHUS JeTEPMUHAPOBAHHDBIX IIPEICKa-
3aHUN

Torma, Kak JIerko BUIAETh, IJjIsI JTI060ro INV:

ZU pn pn)_

N
= Z ‘ (K (pn, 2n, Di, i) + R(xn, 7)) X
X(Si = pi)(Sn — pn) =

1 N N
= 5 ZZK(pnaznvpiazi)(Si _pi)(Sn _pn) -

n=1 i=1

1 N
Z(K(pny Zns Py Zn) (Sn — pn))2 +

2
n=1 =1
| XN
D) Z(R(xnu Tp)(Sn — pn))2 = (3 29)
n=1
1| & ’
= 5 ZW(pnyzn)(S pn) -
1 Nn—l
2ZHW(pél,zn)H (Su=pa)+ (330
_1 ! )
5 Z pn) -
n=1 F
| X
52 ()| %(Sn — pn)*. (3.31)
=1



3aech B crpoke (3.30) || - || — 9BkmmoBa HOpMAa, a B cTpoke (3.31) |- ||
— HOpMa Ha F.
Tax kax (S, — pp)? < 1 ana Beex n u

HW(men)HQ = Z (Wv(pnyzn)>2 <
veEV?2

< Z Wv(pnazn) =1,
veEV?2

BbIYHMTaeMas cymMMa B crpoke (3.30) orpanuvena csepxy uuciom N.

Tak xak ||®(z,)||Fr = cr(zn) n cr(z) < cr a1 Beex x, BbIUUTA-
emast cymma B cTpoke (3.31) orpanutdena csepxy senudnuoit cxN. B
PEe3yJIbTATE MOy IaeM:

</(c%+1)N, (3.32)
<4/ (& +1)N (3.33)
f

miast Beex N. O6oswaunm: i, = Y. Wi(pi, 2)(Si — pi). o (3.32),
i=1

N
Z W(pm Zn)(sn - pn)
n=1

N
Z ®(20)(Sn — pn)

| iin |l < 4/ (% + 1)n nas Beex n.

yctsb i, = (pn(v) : v € V2}. To onpenenenmo st o6oro v:
n
pn(v) = Walpi, 2:)(Si — pi). (3.34)
i=1

Berasmsiem Besmauny I(v) B cymmy (3.34), e I — xapakrepucTude-
ckast (byHKITHSI TPOM3BOJIbHOTO TIomMEokecTBa S C [0, 1]2, cymmmpy-
eM10 v € V? 1 H3MeHsieM MOpsI0K CyMMIpOBaHus. IpuMensen nepa-
BercTeo Kormm—Bynskosckoro mist sekropos I = (I(v) 1 v € V?),
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fin = (11n(v) : v € V?) B eBKIWIOBOI HOPMeE U MOTydaeM:

ST Walps, 2)10)(S — pi)| =

1=1 yeV?2

=D 1)) Walpi, 20)(Si —pi)| =
=1

veV?2

= (- fin)| < I~ Nl < \/IV2(c5 + D)n (3.35)

st Beex n, te [V2| = (1/A +1)? < 4/A? — aucyio snemenTos pas-
OueHusl.

[IycTs p; — caydaiiHas BeTMYIHHA, IPUHUMAOIIAs 3HATYEHUsT v € V
¢ BeposiTHOCTSMU Wy (p;). Hanomuum, uro Z; — cayvaiinasi BeumdanHa,
IPUHUMAIOIIAsT 3HAUEHUsT U € V' ¢ BEPOSITHOCTAME Wy (2;).

Iycrs S C [0,1]2 u I — xapakTepucTidecKas dhyHKIIA STOTO MHO-
xkectBa. [y mr060oro ¢ MaTeMaTUdecKoe OXKUJIAHUE CIIydaiiHoil Beu-
annsl 1 (p;, Z;)(S; — pi) paBHO

E(I(pi, z:)(Si — pi)) =
= > Wulpiz)I(0)(Si = v'), (3.36)

veV?2

e v = (vl v?).
HepasencrBo Xedauara—Aa3yMbl yTBEPXKIAET, UTO JJIsT JTFOOOTO

v>0

1 n
o[l

=1

> ’y} < 26_2”72

JUIT BCeX M, rje V; — orpaHnvYeHHble MAPTUHIAJ-PA3HOCTH (CM. JIeM-
My 4.6 u ciencrBue 4.7 u3 pasnena 4.7 nasee).
Hasee mbt nostaraem V; = 1(p;, Z)(S; —pi) — E(I(pi, 2;)(Si —pi)) n

v = 1/% In %, rae 0 > 0. Orcroma mosydaeM, 9To AJjsl J00bIX 0 > 0,

195



S u n, ¢ BEpoITHOCTBIO 1 — §:

> I 2)(Si = pi) — Y E(I(pi, 7)(Si — 1))
i—1

=1

<

< 2mI. (337

[\
| DN

ITo ompemeneHnio 1eTepMUHUPOBAHHOIO IIPOTHO3a, CYMMBbI:

D Walpisz)1(0)(Si = pi) 1 > Wolpi, )1 (v)(S; — v')

veV?2 veV?2

pazmuaiotest He 6oee deM Ha A jyis Beex 4, tie v = (vl v?). Cym-
mupys (3.36) mo i = 1,...,n u ucnonb3ysi HepaBeHCTBO (3.35), moJTy-
qaeM:

> E(I(pi, %)(Si — pi)| =
=1

N

=130 3 Walpi 2)I()(Si — v

i=1 yeV2

< An+24/(c% +1)n/A? (3.38)

JUIst BCEX M.
ITo (3.37) u (3.38) myst ;106BIX S U N UMEEM ¢ BEPOATHOCTBIO 1 —

21(252‘,5@')(51'—]51) <
i=1
<A 2 2 "o 2
< An+24/(cx+1)n/A% + Elng. (3.39)
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ITo mepasencrBy Komu—BynsakoBckoro:

n):

N
ZS —pn)(D - ®())| =

N
(Z S _pn n) : D) <
N =1
< Z(Sn _pn)q)(xn) : HDH]: <
n=1 F

< IDllry/ (& + DN.

IIpennoxenue qokazano. A
Ilepexomum Temepb K 3aKII0UUTE]LHOMY 3TAIly JI0KA3aTe/ILCTBA,
TeopeMbI 3.5.

Beipazxenne An+24/(c% + 1)n/A? u3 onenox (3.38) u (3.39) npu-

2 1 1
HUMaeT CBoe MHHEMAJbHOE 3Havenne mpn A = v/2(c% + 1)in~1. B
9TOM CJIydae IpaBasi 4acTh HepaBeHCTBa (3.38) paBHa

An+2¢/n(c% +1)/A% = 2An = 2v2(c% + 1)ini.  (3.40)

Hasee Gyem uCosb30BaTh BEPXHIOKW ONeHKY 2An s (3.38).
st nonyvenus: onenku (3.26) BbIOEpEM MOHOTOHHYIO OCJIEJIO-

BaTeJIbLHOCTDL unces A1 > Ag > ..., Tak 4yro Ay — 0 npu s — o00.
Taxzke Oy/1eM UCII0JIB30BATH BO3PACTAIOIIYIO [TOCJIEI0BATEIbHOCTD Ha~
TYyPaJIbHLIX Yucea Ny < no < ... Jljag mpowsBosbHOrO § Ha Imrarax

ng <N < Ngp1 MBI OYIEM UCIOIB30BATH JIJTsT PAHIOMU3AINN pasoue-
uue naTepBada [0, 1] Ha nogsiHTepBabl JynHbl Ag. Haunnaem narmm
nocJiegoBaTeabHocT ¢ iy = 1 1w Ay = 1.

OmpenmenuM 9ucia no, ng, ... Tak, YTO HEPABEHCTBO

S B, 2)(Si — 5) < 4ls + DA (3.41)
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BBITIOJTHEHO JIJIST BCEX Ng < N < Ngy] U JJIST BeeX S > 1.

MpbI ompejieTuM 3Ty MOCIEI0BATEFHOCTD C IIOMOIIBI0 METO/Ia Ma-
TemMaTndeckoil uHayKun 1o s. Jomycrum, aro ng (s > 1) yxke onpe-
JeJIeHO TaK, YTO HEPABEHCTBO

n

> B(I(pi, 2)(Si — i) | < 4sAs 1 (3.42)
=1

BBITIOJIHEHO JIJI BCEX Ng—1 < N < Ng. JomycTumM, 9T0 TakkKe BBIIOJI-
HEHO JMOIIOJIHUTEJIbHOE HEPABEHCTBO

ZS: E(I(pi 2)(Si — i) | < 4sAsns. (3.43)
=1

Omupenenum ngq1. Pacemorpum npesckazanusi p; (Pp; — UX PaHIOMU-
3MPOBAHHBIE 3HAYEHNSI), BBIYMCJIEHHBIE C MOMOIIBIO OIPE/IeJEHHOIO
BRIl aJropuT™a npu jguckpernsarmun A = Agyqi. [lepsoie ng u3
9TUX IpeJIcKasaHuii He OyJleM MCIIOJIb30BaTh (TOYHEE, OHM IOSIBJIsI-
I0TCST TOJIBKO B orfeHkax (3.44) u (3.45); obo3HaunM ux pi, ..., Pn,)-
JlobaBuM Bce mpeicKazaHus p; I © > Ng K TPEICKA3AHUIM, TOJIY-
YeHHBIM Ha MPEeBIIYINNX Marax WHAyKnun. [lycTs ngyq Takoe, 9T0
BbBIIIOJIHEHBI HEPpaBEHCTBa

Ns+1

> E(I(pi 2:)(Si — )| < ZS:E(I(ﬁi,%)(Si—ﬁi)) +
=1 i=1

| ST BUGHENS - 5)+ S BB )(Si — B)| +
i=ns+1 =1

+ D> BI(Pi, 5)(Si — D) | < 4(s + DAgpansr. (3.44)
=1

3/ech 1epBasi cymMMa M3 IIpaBoil yacTu HepaBeHCTBa (3.44) orpanu-
gena 4sAgng no npeanosnokenno naAyknun (3.43). Bropas u Tpe-
Thsl CYMMBI OIpaHMYEHbl BesmauHaMu 2Ag 1 1Mgi1 U 20411Ng, COOT-
BeTCTBEHHO, e A = Agij ompenesieHa Tak, 9To BbIIoaHEHO (3.40).
Dro cremyer u3 (3.38) u BHIOOPA M.

198



Torma mpenonoxkenne nuayKnnu (3.43) BBIIOIHEHO IPU

25A, + Aerl

> — .
Ml Z N s 1)

[TonobupiM 06pazom mosyvyaeM

> BI(pi, %)(Si — )| < i:E(I(ﬁi75i)(Si—]5i)) +
i=1 1=1

| ST BUGHE) S — )+ S BB (S — b)) +
i=ns+1 =1

+ <A(s+1)Agn (3.45)

S° B(I(Dn2)(S: — b))
=1

upu ng < N < Ngp1. 3JeCh IepBas CyMMa H3 IIPaBoil 4acTu Hepa-
BeHCTBa TakxKe orpanmdena: 4sAgng < 4sAgn 10 IPEIIOIOKEHUIO
naayknun (3.43). Bropast u Tperbsi cymMbl orpandensl 2Ag1n <
2Asn u 2Ag41ns < 2Agn, cooTBeTcTBEHHO. DTO caeayer u3 (3.38) u
Boibopa Ag. NHjtykTuBHOE npenosnoxkenne (3.42) BBIIOJIHEHO.

ITo (3.41) ayist HPOU3BOJILHOTO S BBIIIOJHEHO

> E(I(pi, %)(Si — pi)| <A(s + 1) A (3.46)
=1

JUIST BCEX N = Mg, ecin Ag yiosierBopsier yeaoBuio Agypq < Ag(l —
1
S43) VI BCeX s.
[TokazkeM, UTO MOCJIEIOBATEILHOCTH Ts U Ag YIOBJICTBOPSIOIIIE
9TUM YCJIOBUSIM, CYIIECTBYIOT.
IIyctb € > 0 u M = [2/e], tae [r|, ecrb HamMmeHblmee Iie-

Jtoe umucio Gobinee min pasnoe r. Oupenemnm ng = (s + M)M u

1
Ay =V2(c%+ 1)%71;1. HeTpytHO IIPOBEPHUTD, YTO B 9TOM CIydae BCe
YCJIOBUsI, HAJIOXKEHHBIE Ha Ng U Ag, BBIIIOJHEHBI JJIs BCEX JIOCTATOYHO
OOJIBITIUX §; IYCTH OHM OyJyT BBINOJHEHbI IPU BCceX § = Sg. llepe-
OIIPEIENNM N = Ng, Jyist Beex 1 < ¢ < sp. 3aMeTny, ITO HEPABEHCTBA
(3.42) u (3.43) BBIIOJIHEHBI IS TAKUX 1; TPUBUAJIBHBIM 06pa30M.
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B omnenke (3.42) mast Bcex ng < N < Mgy BBIIOTHEHO

Ad(s+1)Asn < 4(s+ M)Asnsy1 =

= 4V2(cE +1)i(s+ M)(s+ M+ D)M(s + M)~ 1
342/M

N

< 18(c% + 1)%n
< 18(c% + 1)inate,

N

Taxum obpazoM, mosryuaem

n

ST B, 20)(Si — Bi))| < 18(c% + 1)/ 4n¥/ 4 (3.47)
=1

JJId BCEeX M.
HOHO}KI/IM ‘/z = I(ﬁz,éz)(Sl — ﬁz) — E(I(ﬁz,,%l)(SZ — ]51)) n vy =
\/% In %, riae ) > 0. 3,&er FE — cumBos YCJIOBHOT'O MaT€MaTHUYI€CKO-

TO OXKUJAHUSI OTHOCUTETBHO P1, ..., Pi—1. Clydaiiible BeJU<IuHBL V;
06pa3yioT MapTUHTAI-PA3HOCTh OTHOCUTENBHO MOCIET0BATEIHLHOCTH
P15, 21,02, 22 - - -

CoracHo HepapeHCTBY XedauHra—Aa3yMel 11 jaodoro v > 0

1 n
gl

=1

> 7} < 2e7 2 (3.48)

Jutst Bcex n (em. stemmy 4.6 u3 pasjena 4.7).
Kom6unupys (3.47) ¢ (3.48), mosyuum, uro s 1obsix § > 0, S
U N C BEPOSITHOCTBIO 1 — § BBIIIOJIHEHO

2
< 18(c% + 1)V Ap3/4te 4 1/gln 5

CoorHomienue (3.28) MozkeT ObITH II0JIYYeHO U3 HepaBeHCTBa (3.26)
¢ momoIbio JeMMbl bopens—Kanrennu. /lokazaTeabcTBO aHAJIOTIY-
HO DPACCy’K/IEHHIO B KOHIIE JIOKa3aTebCcTBa TeopeMbl 3.4 (cM. pas-
neat 3.5.2). Teopema 3.5 nokazana. A

> I, 7)(Si — i)
=1
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3.5.2. Jloka3aTe/ibCTBO TeopeMbI 3.4

Ha kaxkmoMm mare ¢ BeIMUC/IsIEM JeTEepMUHUPOBAHHBIA IPOrHO3 P; CO-
[JIACHO aJIFOPUTMY, IIPUBEIEHHOMY B paszese 3.5.1, u mocsie 3Toro me-
PEXOJJM K €r0 PanzoMU3aly Di MCTIONL3YA aPaMeTPLL: M =1[2/¢],
A=A = ﬂ(cf—i—l) (3+M)_4 uns = (s+ MM tmens <i<
N1 Iycrb Takske S;_1 — paHIOMU3MPOBAHHAS IPOLLIasd IeHa Sj_
duHancoBoro nHCTpyMeHnTa. B Teopeme 3.5, z; = S;_1 u Z; = S; 1.

[Tpr jaHHOM METOJIE PAaHJIOMU3AIUKN MMEIOT MECTO CJIELYIOIINe
BEpPXHUE OIECHKH;

n S
D I > Si1)(Sic1 = Sic)|[ <Y (1 — o)Ay <
i t=0
3
<A+ 1)t T <A + 1)inite, (3.49)
TIae ng <N < Ngt1.

[Tycrs D(z) — nupoussosnbhas dyukius u3 RKHS F. OgeBujubiv
obpaszom, orenka (3.49) Bepna, ecsm Mbl 3amenum I(p; > S;_1) Ha
|D||3' D(x;). Jlnst IpOCTOTHI, MBI IPUBE/IEM OIEHKH JUTs CITy™ast, KO-
raa D(z) > 0 st Becex © u

N~ ) L ecmnpi > Si-1,
! 0, B IPOTUBHOM CJIyUae.

Ucnionbayem obo3HadeH s

vi(n) = 4(ck + l)in%"'e, (3.50)
2
va(n) = 18n1+¢(c% +1)i +,/%1 = (3.51)
v3(n) = /(ck + 1)n (3.52)
Hamee Bce cyMMbI TipejmnonaraTes aas ¢ = 1 ..., n. Mbl Takxke

HCIIOJIb3yeM HEPABEHCTBO XedauHra—Aa3yMbl.
Jlns npousBosbHOTO § > 0 ¢ BEPOSITHOCTBIO 1 — § MMEET MecTo
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ciaenyromad Ielb paBeHCTB U HEPAaBEHCTB!:

ﬁi>§z—1
= Y (Si—p)+ D> Bi—Sic0)+ D (Sii1—Sio1) %3.53)
Pi>Si1 pi>Si1 Pi>Si_1
> E (i — Si—1) — vi(n) — va(n) X3.54)

Pi>Si1
> D3t iD(w»(@- —5;-1) = vi(n) = va(n) =
= |D]3" Z;D(fm)(pi —S-1) +IDIIF imm@ —pi) -
| DJ3! éD(m)(Si_l — Si-1) = va(n) — va(n) X3.55)
> | D3 Zl D(;)(ps = Si-1) = 3va(n) — va(n) =3.56)
2 f}D(m)(S@- — Si1) —

=1

—IDI D D(@i)(Si — pi) — 3 (n) — va(n) %3.57)
=1

> |DITHD D D(@i)(Si — Sic1) —
i=1

=3v1(n) — va(n) — [ID|FMID]| Frs(n) =
= |IDIIF'KC = 3va(n) — va(n) — | DI D) Frs(n).

ITpu mepexoze ot (3.53) k (3.54) GbLIM UCIOIB30BAHBI HEPABEHCTBO
(3.26) u3 Teopemsr 3.5 u orenka (3.49); mo 9Toif npunHe OBLIN BBHIYTE-
ubl wiensl (3.50) u (3.51). IIpu nepexoze or (3.55) k (3.56) aBaz /bl
6pl1a npuMenena orenka (3.49); mo sroit npuanne wien (3.49) 6bu1
BbIuTeH JiBaxK/ bl [Ipu nepexoze or (3.56) k (3.57) 6bL10 UCIIOIB30BA-
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HO HepaBeHCTBO (3.27) 3 TeopeMbl 3.5; TaKUM 00pa30M, OB BHIYTEH
wier (3.52).

Takum obpasoM, cyIecTByeT Takasi KOHcTaHnTa ¢ > (0, 9ro mida
Jiroboro § > 0 u st Jitoboro n ¢ BEPOSITHOCTBIO 1 — ¢ BBIIIOJTHEHO

_ 3

KM > |ID|T'KE —ent™ — /- In <. (3.58)
B uacraoctu, npu D(x) = 0 npu Beex z, MoJaydaeM yCJIOBHE HA

PHUCK BO3HOXKHBIX IIOTEPhb Hallled YHUBEPCAJbHOHN CTpaTerun: s Jro-

6oro 0 > 0 u ajis1t J10OOro N, ¢ BEPOSITHOCTHIO 1 — §, BBIIIOJIHEHO

Hepagencrso (3.25) Gyzer cienosars u3 (3.58). s nqokasaressb-
cTBa HCHoJb3yeM JieMMy Bopens-Kanresm. Dra jeMma yTBEpKia-
eT, YTO €CJIU JIJIsl HEKOTOPOH MOCJIE0BATEIbHOCTH COOBITHI A, psij

o0
> P(A,,) cxomurcst, TO BEPOSTHOCTH TOTO, 4TO cobbiThe A, 1pouc-
n=1

XOJUT JiJ1si OECKOHEYHO MHOruX 1, paBua 0.
Jlnst Toro, 4ToObI IPUMEHUTH 3Ty JIEMMY, UCIIOJ3yeM HEpaBEH-
ctBO 4.8 13 pasgena 4.7.

O6o3HauNM ¥ = 4/ % In % Toraa § = 2e~ 277", [Tepemnumem (3.58)
B opme:

1 1
EIC% - HDHllE’CE > —cen it — 1, (3.59)

Coruacuo (3.58), st 06bix n u 7y > 0 HepaBeHcTBO (3.59) He BbI-

o0
2 2
™", Tak Kak psiji » e 2™ cxomurest

n=1
upu v > 0, o siemme Bopensg-Kanremm, npu ¢dukcuposarasoM v > 0,

HepaBeHCTBO (3.59) MokeT HapyIaTbes He Hojiee YeM JIjisi KOHETHOTO

IIOJIHEHO C BEPOSITHOCTHIO 2€ 2

quciia pa3imaabix n. OTciona ciejiyer, 9To coObITHE:

T N 14D

BbBIIIOJIHEHO IIOYTH BCIOJY.
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Teopema 3.4 mokazana JJist TPOU3BOJIBLHON HEOTPUTIATEHHON DYHK-
nuu D € F. JlokazareibCTBO yTBEPKIEHUsI JIJIsi IPOUM3BOJILHON HEIO-
JiokuTebHoN dyuknun D € F, a TakxKe 111 DYHKIINH 00IEero BuIa
AHAJIOTHUYHO.

MsI pacuiupuM Oy I€HHBIE ACUMIITOTHIECKIE OIEHKH JIJIsT JII0OO0I
HerpepbiBHON dyHKINN D(x) ¢ TOMONIBIO YHUBEPCAILHOTO sijIpa 1
cooTBeTcTBYMOIIEro KaHonndeckoro RKHS.

IMuas6eproBo mpocrpancreo RKHS F na X nHaswiBaercs yrusep-
canvHviM, ecau X — KOMIIAKTHOE METPHYECKOe IIPOCTPAHCTBO U JIFO-
bas menpepbiBHas GyHkng f Ha X MoKeT OBITH alllIPOKCUMUPOBAHA,
B MeTpuKe || - |00 DyHKIMEH 13 F ¢ NPOM3BOIBLHON TOYHOCTBIO: JIJIsi
Jsoboro € > 0 cymecrByer D € F Takasi, 94TO

sup | f(z) — D(z)| <€
zeX

(cm. CreitaBapr |35, Oupenenenne 4).

Mpgr 6yem ucnosbszoBars X = [0, 1]. CobosieBckoe mpocTpaHcTBO
F = HY(]0,1]) sBnsierca yausepcambubim RKHS (em. paborsr: [35],
[451).

CymecroBanne yunsepcagbnoro RKHS wa [0, 1] mossossier no-
JIVIUTD TIOJIHYIO BEPCHIO TeOpPeMBI 3.4.

MOKHO TIOCTPOUTH AJITOPUTM JIJIsI BIYUCIEHUST JIETEPMUHUPOBAH-
HBIX TIPEJICKA3AHNI p; U METOJ, TIOCIETOBATEIBHON PAHIOMUIAIINN Ta-
KHe, 9TO COOTBETCTBYIOIIAS PAHIOMU3UPOBAHHAS TOPTOBasi CTpaTe-
rust M; BBIUIPBIBACT HA OJIHY €IUHHILY (DUHAHCOBOIO MHCTPYMEHTA
He MeHbIIe, YeM JTI00asi HeTpUBHUaIbHAsT HEIIPEPbIBHAS CTAIIMOHAPHAST
crparerust f. Tounee, HepaBEHCTBO

N Y —14f
limint — (K3 = |£I7'KF) >0 (3.60)

BBIIIOJIHEHO IIOYTU BCIOJY OTHOCHUTEJIbHO DPacIIpeldesJICHUA BePOATHO-
CTE, TTOPOKIECHHOTO TTOCJICAOBATEABHON PaHIOMU3AITNECH.

DTOT pe3yJbTaT HEIOCPEJICTBEHHO CJIe/lyeT 13 HepaBeHCTBa (3.58)
7 BO3MOYKHOCTHU KaK YTOIHO TOTHO AlIIPOKCHMUPOBATH JIIOOYIO HEIlpe-
peiBHyIO dyHKImo f Ha [0, 1] ¢ momorpo dyuknun D u3 yHUBEpcaib-
Horo (cobosesckoro) RKHS F.
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Toprosas crparerus Mi, yaoBierBopsiomas (3.60), HasbiBaeTcs
YHUBEPCAADHO COCTNOAMENDHOU.

Bamernm, YTO CBOHCTBO yHUBepCasbHOl cocrosrenbrocTr (3.60)
SIBJISIETCS] ACUMIITOTUYIECKIM U HUYErO He YTBEPKIAET O CKOPOCTH CXO-
JIMMOCTH B CJIydae IPOU3BOJIbHON HenpepbiBHON (yHKImu f. OmneHka
ckopoctu cxopumocth (3.58) ObLta nosydeHa jist byHKIuil u3 6osee
cueruaJbHbIX mpocrpancts RKHS.

3.6. 3agaum u ynmpa kKHEeHU

1. Jokazarb, 94TO IIpU HCIOJIb30BAHUN CMEIIMBAHUS 110 MeTonxy Kpu-
1eBckoro n TpoduMoBa yCIOBHAS BEPOSITHOCTD MOABJICHUST €IMHUIIBI
rocje n OMHAPHBIX HaboAeHnl W™ = w1, ..., W, paBHA

ny+1/2

P(wn+1 = 1\w”) = ntl

)

rIe nq — YUCJI0 €IUHAI B w'.
2. JlokazaTh, YTO TaKxKe UMeeT MECTO OIEHKA:

1
p”l(l—p)md < 1 (nl)m (ng)nQ
D — —= .
J m/p(1 —p) “2yn\n n
3. 11T HEKOTOPBIX MOCIEIOBATEILHOCTEH JIETKO TIOCTPOUTE KO-

pyeMble Ipejickaszanus. IlociieoBaTeIbHOCTD Wy, W2, . .., COCTOSIIA
n3 0 u 1, Ha3bIBaeTCs CTAIMOHAPHOM, €CJIN ITPeJIe

1 t
lim - :
500 ¢ Z‘”Z
1=1
CYTIIECTBYET.

Jlokazarhb, 9TO IOCJIEI0BATEILHOCTD IIPOTHO30B P1, P2, - - ., OIpPe-
JeJleHHasdg COOTHOIeHussMu p; = 0 u

1 i—1
Di = i—1 lej
]:

1pu ¢ > 1, KaaubpyeTcs Ha CTAIIOHAPHOI [TOCJIEIOBATEIBHOCTH W1, W2, . . - .
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4. OObSICHUTD, IIOYEMY B JOKA3aTEJILCTBE TEOPEMBI 3.2 HeJIb3sT UC-
[0JIb30BaTh IIPOCTO OKPYIJIEHHE € HEJOCTATKOM (MM C U3OBITKOM )
IIPOTHO3a Py, 0 COOTBETCTBYIOIIEH IpaHUIbI WHTEPBaJIa pa3OMeHus.
[IpuBecTu KoHTpHIpPHUMED.

5. Onucarb BO3MOXKHBIE METOJIBI BEPOSITHOCTHOIO OKPYIJIEHHST Jie-
TEPMUHUPOBAHHOTO TPOTHO3a P, B JIOKA3ATEIbCTBE TEOPEMBI 3.2.

6. /lokazare Teopemy 3.4 Ijis IPOM3BOIBLHON HEIOJIOXKUTEILHOMN
byukun D € F, a Takxke A/ QyHKIHI 0011ero Buaa.

7. IlpuBectu KOHTpIpUMEDP K TeopeMe 3.4 Jjist ciiydas pa3pbIBHOM

dbyukmun D(x).

3.7. JlabopaTropHbie pabOTHI

AjtropuTM™, onrcaHHBIN B pasjese 3.3, MOXKET ObITh JIETKO pean30BaH
B BH/I€ KOMIIBIOTEPHOI TporpaMMbl. [Ipu 9TOM JIjis BBIYUC/IEHUST KOP-
Hsl ypaBHeHus (3.6) JIydiie BCero MCIOJIb30BaTh IVIAJAKOE IPUOIIIKe-
uue K sipy (3.5) — rayccoso siapo K (p,p') = e P=P)? g HEKOTOPO-
ro ” MoxHo TakzKe ucnosb3osars spo suja K (p, p') = cos(5 (p—p))
upu p,p’ € [0,1].

Pazyinanbie BpeMeHHBIE Psijibl MOXKHO 3arpykaTh ¢ caitta FINAM
(http://finam.ru).

Hanpumep, MOXKHO 3arpy3uTh MOMUHYTHDBIE JIAHHBIE IEH aKInit
KaKoW-HuOy b Komunanuu: Sg, S1,S2, ..., Sp W OTKaJINOpPOBATH HX
tak, 41006l S; € [0, 1] m1st Beex .

Jlaboparopuas pabora 1

PeanmuzoBats ajropurm paszaena 3.3. Hamucath nporpammy Jijist
BBIYUC/IEHNS XOPOIIO KaJUOPYEMBIX HPOTHO30B P1,P2, ..., Pp IS
JIBOMYHOI [I0CJIE/IOBATEJIBHOCTH W1, W2, - . - , Wy, Ije w; € {0,1}. Cpas-
HHUTDb 9TU IPOTHO3BI C IPOTHO3aMHU I10 IpaBmity Jlamraca.

JIBOMYHYIO TOC/IEIOBATEILHOCTE MOXKHO 00pa3soBaTh U3 IOCTIE-
noBarenbHocTn npuparienuit ASy, ASy, ..., AS,_1, tne AS; =

"B aHHOM CITytae CHIHAJIBI OTCY TCTRYIOT. JIj1st HCIIO/Tb30BAHMST CTHAIOB MOYK-
HO ucHosIb30BaTh siapo (3.16.) v > 0.
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S; — Sj—1. DTO MOXKHO CJIeJIATH CJAEIYIONNM 0Opa30M:

{ 1, ecrm AS; > 6,
Ww; =

0 B IpOTUBHOM CJIydae,

e 0 — HEKOTOPOE HOJIOKUTETLHOE TUCIO.

ITpoussecTn 0TOOP MOAIIOC/IENOBATEHLHOCTEM, HA KOTOPBIX IIPO-
THO3 p; > 0 JJIs PA3JINIHBIX [TOJIOXKUTE/IbHBIX 3HAYCHUN 0.

Coznath rpadudeckoe MpeJCTaBIeHe Pe3yIbTATOR.

JIabopaTropHasi pabora 2
3arpys3uTh BpEMEHHON psJI IleH KaKoii-ubo akiun. HopMuposarh

nensl akiu So, S, ..., S,—1 Tak, 4robwr S; € [0, 1].

Hamucarh 1porpaMmy Jijis BBIYHCICHHS XOPOIIO KaIuGPyeMbIX
IPOrHO30B P1,P2, ..., Ppn JJIS OTKAJIUOPOBAHHOI MOC/IEI0BATEILHO-
cru gucena Sg, S, ..., Sn—1.

[Ipoussectn 0TOOP MOAIOCTEIOBATEBHOCTEN, HA KOTOPBIX IPO-
HO3 YJIOBJIETBOPSIET P; > S;_1 + € JJIsl pa3jnJIHbIX 3HavdeHuil € > 0.

Coznatb rpadudeckoe mpecTaBIeHne PE3YIbTATOB.

[IpennoxuTh U peann30BaTh MPOrPAMMBI-POOOTHI JJI UTPHI HA
Kypcax akIuil, UCIIOJIb3YIONHe 3TH KaJIuOpyeMble IIPOrHO3bI.
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I's1aBa 4

DJIeMEeHTbl CpaBHUTEJILHOI
TEOPUU MAaIINHHOI'O
o0yueHus

Saa4ya IPUHATHST IPABUJIBHOTO PAIMOHAIBHOIO PEIIEeHUsT SIBJISETCS
IIEHTPAJbHOI B HayKe U IPaKTHUKe. Pelllenre mIpuHIMAETC s Ha, OCHOBE
HEKOTOPBIX HAOIIOAAEMbBIX JaHHBIX. KaK M B IIpeabIAyINei rIaBe, Mbl
OyzieM pacCMaTPUBATD 3321y IIPOTHO3UPOBAHNUS IAPAMETPOB KAKOTO-
6o mporiecca. ToabKO Ternepb MbI Oy/IeM OIeHHUBATh MPaBUILHOCTH
HalllUX IIPOT'HO30B, PYKOBOACTBYACH MHBIMU ITPUHITUITAMU. MbI TaK>Ke
He Oy/IeM HCIIOJIb30BaTh HUKAKHUX IIPEIIOJIOXKEHII O IMPUpPOe Mexa-
HU3Ma eHepalluy IIPOrHO3UPYEMON IOCJIEI0BATEIbHOCTU.

[TpaBuABLHBIN TPOrHO3 WK MTPABUJILHOE PEIIEHHNe BEJIYT K MEHb-
UM TIOTEPsIM, YeM HelpaBuIbHbIe. [Ipu TpaauIimoHHOM CTaTHCTHIE-
CKOM IIOJIXOJI€ MBI OIIeHUBaeM MOTEPU IIPU HAIIIAX IIPOTHO3aX B CPaBHE-
HUU C HEKOTOPOH UJieaJIbHOM MOJIEJIbIO IIPUHATHS IIPABUJIbHBIX pellle-
HUIT, KOTOpast OOBITHO OCHOBAaHA Ha HEKOTOPOU CTATHCTUIECKON MOIe-
JIM, OIKCBIBAIOINIEl Hab/omaeMble JaHube. [Ipu TpaaumuonHoM mo/I-
XOJle CHavaJla OLIEHUBAIOTCA HapaMeTpbl CTATUCTUYECKONH MOJEeIN Ha
OCHOBE HabJIIOIEHNIA, a IIOTOM IPOU3BOJSUTCS IIPOrHO3 HA OCHOBE 3TOM
MO/IeJIn IIpU OIIEHEHHBIX ITapaMeTpax.

ITpu cpaBHUTETBHOM ITOJXOJI€ BMECTO OJHON WJICAJIbHONW MOJIEJTA
paccMaTpuBaeTcss HabOp BO3MOXKHBIX MOJIEJIel, KOTOphle HA3BIBAIOT-
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Cs1 KOHKYPUPYIOIUMU SKCIEPTHBIMU CTPATETUSMU, WU MPOCTO, IKC-
nepramu. MHOXKECTBO TAKMX IKCIEPTHBIX CTPATETWIl MOYXKET OBbITh KO-
HEYHBIM W OECKOHEYHBIM U JlayKe HecdeTHBIM. Vcrosb3ys ucxobl,
[IOCTYTAIOIINE B PEXKUME OHJIANH, SKCIIEPTHBIE CTPATErUU MIPOU3BO-
JIIT TPOTHO3BI Oyayiero mcxoma. I[IporHo3upyrommii aJropuT™M Mo-
2KeT HabJIIOJIATh MPOTrHO3bI KOHKYPUPYIOIMINX SKCIEPTHBIX CTPATErnii
U OIEHUBATDH uX 3PPEeKTUBHOCTDL B mpomnwuioM. [locse sToro aaropurm
JleJlaeT CBOM IIPOr'HO3.

PesyapraThl MpOrHO30B HAIErO ajJrOpUTMa CPABHUBAIOTCS C Pe-
3yJIbTATaMU [IPOTHO30B IKCIEPTHBIX aJaropuTMoB. OOBIYHO TPOU3BO-
JIUTCS CPaBHEHME TOTEPh HAIero ajropuTMa 3a HEKOTOPBIN Ieproj
[IPOT'HO3UPOBAHUS C IIOTEPSIMU HAMJIYUIIErO HAa PETPOCIEKTUBE DKC-
[IEPTHOTO AJITOPUTMA.

CpaBHeHe MOXKET TPOM3BOIUTLCS KAK B HAUXYIIIEM CIydae, a
TaK Ke B CPEJHEM, €CJIU HAIl aJrOPUTM HCIOJIb3YyeT PaHIOMU3a-
[UF0. 3aMEeTUM, UTO PACIpPeie/IeHne BEPOITHOCTENH, KOTOPOE UCIIO/Ib-
3yeT pPaHIOMU3UPOBAHHBIN AJTOPUTM, SBJISETCH BHYTPEHHUM BCIIO-
MOTATEJIbHBIM PacIpejie/ieHreM aJIl'OPUTMa; OHO He MMeeT HUKAKOTO
OTHOIIIEHUsI K UCTOYHUKY, T€HEPUPYIOIeMy Ucxobl. Mbl camu rere-
pUpyeM ciiydaiiHble YUCIa ISl HAIEero ajropuTMa.

ObcymuM Tak»Ke THUIIbI IIPOIECCOB, MeHEPUPYIONINX JAHHbBIE, JJIs
KOTOPBIX OYyJyT PacCMATPUBATHCST HAIU METOJbI MPOIHO3UPOBAHUSI.
[ToBeierne HEKOTOPHIX IIPOIECCOB HE 3ABUCUT OT IIPOT'HO30B IIPEJICKa-
zaresist. Takue MpOIECChl 9acTO PacCMATPUBAIOTCS B KJIACCHYECKON
MexaHuke, ousuke. Hamnpumep, morojia He 3aBUCUT OT IIPeICKA3aTEN
noroziel. [IpuBoiuMbIEe HIMXKE METOBI PADOTAIOT Tak Ke U B CJIydae,
KOI'J[a XapaKTEePUCTUKHU IIPOIECCa 3aBUCAT OT MPeJCKa3aHuil. DTO Tak
Ha3bIBAEMBIH CJIy4ail “aJanTuBHO BpaxkiebHoit npupo/asr’. Hanpumep,
JIAHHOE TIPEJIIIOJIOYKEHIE SIBJISIETCST €CTECTBEHHBIM IIPHU ITPOTHO3UPOBa-
HUM (PUHAHCOBOTO pbIHKA. PaccMaTpuBaeMble aJlrOPUTMBI OyIyT 3h-
deKkTUBHO pabOTaTh BO BCEX ITUX CJIyUasX.

4.1. AnropuT™M B3BEIIIEHHOTO OOJIBIITMHCTBA

B sTom pasjene Mbl pacCMOTPHM IIPOCTEHINNE ajJrOPUTMbI, BbIIAIO-
e TOYHOE IpeJicKaszanne OyayInero ucxoma. VimMeercs: iBa BO3MOXK-
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ueix ncxofa 0 u 1. Mmerorcss N sKcrepToB (cTpaTeruii), KOTopble Ha
KasKJIOM Tmare ¢ BblgaioT npeackasamns pi € {0,1},i=1,..., N.

Nsyaaromuit aaroputM 0003peBaeT B peKuMe OHJIAWH OMHAPHYIO
TI0C/Ie/IOBATEIBHOCTD W1, . .., W1 U MPOTHO3BI IKCIEPTOB P, ..., pi,
i=1,..., N, u upeiuckasbiBaer Oyymuii ucxon p; € {0,1}.

[IpeBapuTesIbHO PACCMOTPUM CJIydail, KOTJIa OJUH U3 IKCIEPTOB
1 TOYHO IIPEJICKA3BIBACT OYIyIITUI UCXOI: p% = wy I Beex t.

PaccmorpuM Tak HasbiBaeMblid “AjiropurMm OoJbmnHCTBA . AJIro-
PUTM oIpeJiesigeT Ha KaxKjaoMm mare t = 1,2,... MHOXKeCTBO BCeEX
9KCIIEPTOB, KOTOPbIE HU Paly He CJAesaji ONIMOKY Ha IIPEJIbLILY X
arax:

Bt:{i:p;-:wjHpHBcexlgjgt—l}.

AJIFO N'TM 60.HI:>H_H/IHCTB8. BbIJIa€T IIPOTI'HO3 = 1 ecJ/mm 6OJIBH_H/IHCTBO
Pit t y

paHee HU paldy HEe OH_H/I6aBHlI/IXCH 9KCIIEPTOB BbLILAAIOT 1 B kauecTBe

TaKOIr'o IPOTHO3a, B MPOTUBHOB ciaydae py = 0. Tounee,

1, ecrm |{i : i € By, pi = 1}| = |By|/2,

t p—
P 0, B IpOTUBHOM CIIydae.

Teopema 4.1. Jlonycmum, wmo cyulecmsyem axcnepm i maxot, 4mo
) )

P = wy Oaa ecex t. Toeda “Anzopumm boavwurcmea” desaem e

6onee wem [logy N owubox, 2de N — wuco sxcnepmos. *

Hoxazameavemeo. Femm “Ajiroput™m 60/bIIMHCTBA” JIEIA€T OO~
Ky Ha Irmare t, To 9UCI0 paHee HUKOT/A He OMMOABIIIXCS YKCIEPTOB
yMEHbIIAeTCst 110 KpaiiHeit mepe Bisoe: |Byi1| < [|By|/2]. 1o npemmo-
noxkenuo |By| > 1 muist Beex t. OTCroa 9ucao yMeHbIIeHU BeJInInHbI
| B¢| B nBa pasza ne npesocxomut [logy N . A

Paccmorpum rerephb citydaii, Korja 9KCIepTa, TOYHO yraJbIBaro-
mero Oy/yIne MCXO/Ibl, He CyIIeCTByeT. B 9ToM ciiydae pacCMOTPUM
paccMoTpuM “AJIPOPUTM B3BEHIEHHOI'O GOJILIIMHCTBA, KOTOPLIA OBLLI
upeioxker Jlurmicroyrnom u Bapmyrom [27).

[TpuBesieM TPOTOKOJ WMIPBI ¢ HPEJCKA3AHUSIMU IKCIEPTOB (CM.
puc. 4.1). Yuacrauku urpet: Jxcnepm i, ¢ = 1 ,..., N, Cmamu-
cmuk, Ipupoda. KazkioMy y4acTHUKY UIDbI B MOMEHT €r0 JIeHCTBUsA

'3nece [r] obosnataer HamMenbInee mesoe GOMbIee I PABHOE 7.
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FORt=1,2, ..., T
Oxenepm i Bbigaer nporuos pi € {0,1},i=1, ..., N
Cmamucmusk BeIaeT Tporuo3 py aaropurma WM A(e):

IF Y wi> > w

impi=0 impi=1
THEN p, =0
ELSE p; =1
ENDIF

IIpupoda Beigaer ucxon wy € {0,1}

Cmamucmuk TTIPON3BOIUT IIEPECTET BECOB IKCIIEPTOB:

[Mycrs By = {i : pé # Wy} — MHOXKECTBO BCEX IKCIEPTOB 4, KOTOPBIE
BBIJAJIA OIUOOYHBIN ITPOrHO3 Ha Imare t.

VMeHbltaeM Beca TaKUX SKCIEPTOB:

Wi (1 — ewy, ecom i € Ey,
s w}, B IPOTUBHOM CJIydae.

ENDFOR

Puc. 4.1: Asropurm WM A(e)

JoCTyIHa UHMOPMAIUS O BCeX ACHCTBUAX APYTUX UTPOKOB B MOMEH-
ThI, IPEJIIECTBYIONNE JTaHHOMY. ['OBOPUM, YTO STO UI'Da C MOJHON
undopmatmeii.

IIycts € — mapametp, 0 < € < 1. [lomaraem HavaybHBIE Beca dKC-

nepros w} = 1 pu Beex 1 < i < N.
T
IIycrs LY = Y |pi — wi| — umcso Bcex ommbok Skcnepma 1,
t=1
T
Ly = Y |pt — wi| — ancno Beex omubox Cmamucmuka, T.e. ajro-
t=1
purma WM A(e) na T marax.

Teopema 4.2. /[laa 2106020 i 6bIn0AHEHO
2 - 2
Ly < |— | L] —|InN
e () e (O
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Joxasameavemeo. lycrs Wy = > wi. Mycrs m = 1minN L -
<i<

YUCJIO OMUOOK HamIydinero sxcmepra wa 7' marax. [Iycrs stor mMu-
HUMYM JIOCTUTAETCS JIJIsi 9KCIepTa 4. '1or/1a Bec SKciepTa ¢ KOPPEKTH-
poBaJica He 6osiee m pa3. Torma

Wy > wi > (1— )™ (4.1)

g BeexX t Takux, uro 1 <t < T.
C npyroit cTOPOHBI, €C/IM Halll AJTOPUTM JEJIaeT OIINOKY Ha Inare

t, TO
Z wt Wt/2
1€l
CretoBaTe/ibHO,
Wer = 3 (1 - uj+ > wi =
1€l 1€ E;
N
= Z wi —€ Z wi <
i=1 i€ By
<W, (1 -3).
X t 2

[To ompenmenenuto Wiy < Wy mna moboro t. Otcioma ajst mio60ro
T > 0 umeem

=T <(-5)", =

e M = Ly — obmiee anciio ommubok ajropurma WM A(e) na mepBbix
T marax.

N
Bamernm, uro Wi = > wj = N. U3 (4.1) n (4.2) crenyer
i=1

e e(-9)”
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Boruncisiem narypasbHBIA jorapudm oT 000MX dacTeil 9TOro Hepa-
BEHCTBA, IIPOBOIUM CJIEIYIONINE II€PEXOIbL:

mln(l—e)—lnN<M1n(1—§)

mmu—fy4nN<—§M

1
mln —I—lnN>EM
1—c¢ 2

(2 () + (2) v o
@E{)m+<i>MN>AL (4.3)

Bropast crpoka (4.3) mosiydeHa u3 [epBOi ¢ IIOMOIILIO HEPABEH-
crBa In(1 4 z) < x, KoTopoe mmeer mecTo pu x > —1.
[Mocnennsist crpoka (4.3) MOJIyYeHO U3 IPEIIOCTIe THEN ¢ TIOMOIIBHIO

HEPaBEHCTBA
1 ( 1) 1
—In < .
y I—y 1—y

DT0 HepaBeHCTBO MOJy4YaeTcss u3 HepaseHcTBa In(l + z) < o myrem
nozcranoBku ¢ = y/(1 —y). A

Teopema 4.2 moKa3bIBaET, ITO AJITOPUTM B3BEIIEHHOTO OOJBITIH-
ctBa WMA ommubaercst He 6bosiee 4eM MOUTH B JiBa pa3a OOJIbIIe, YeM
HAWJIYyYIIUNA SKCIIEPT.

HcTopudecku, O-BUIMMOMY, 9TO TEPBBIN aJTOPUTM TAKOTO POJIA.
Omn 6b11 nipeytozken Jluriacroynom u Bapmyrom B 1989 romy u Has3bI-
Basicss Weighted Majority Algorithm [27]. Heckonbko mosxke, B 1990
roxny, B.I'. BoBk npeioxkui 60s1ee 00Ul arperupyromuil aJaropuTm
(Aggregating Algorithm) u nonsiTue cmermuBaemoii byHKIUI OTEDD,
KOTOpBIe paboTatoT Jiyist urp 6osiee obmero Tuma (cM. [38]).

4.2. AJropuT™M oNTUMAaJIbHOIO paciipejiesieHus Mo-
TeEpPb B pexKuUMe OHJIAH

B stom pazmese Mbl pacCMOTPHUM IIPOCTEHINYIO MOJE/b U aJTOPUTM
ONTUMAJILHOT'O CJIeJOBAHUS 34 SKCIIePTaMU B pexKUMe OHJIANH JJId TO-
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0 CJlydasi, KOrJa HaM JIOCTYIHBI TOJIBKO BEJIMUUHBI IOTEPh SKCIIEPTOB
Ha KaxKJOM Inare (Kakas-jinbo KOHKpeTHast (byHKIMs [OTePb OTCYT-
crByer). Dror asropurM 6bl npeioxken Ppoiinyom u [lanupe [18].

Tunuasblil mpuMep TAKOM 33 /1a41: PACIIPE/IEINTENb UMEET HECKOTb-
KX ﬂpySeﬁ, JeJIaoX CTaBKH Ha CKadYKaX W BbBIMTI'DLIBAIOIINX MJIN
TepsIONUX Ha KayKJOM Illare HEKOTOpble CyMMbI. Pacmupenenmmnresb
pacrojiaraeT Ha Ka)kJOM Ilfare HEKOTOPOH CyMMO, KOTOPYIO OH XO-
YeT PACIPEIETUTh MEXKLY JAPY3bsMU C IEJIBIO MOy YUTh MaKCUMAaJIb-
HBIIi BBIUIPBINT (MJIM MUHHMAJIbHBIE 1OTepH). EcTecTBeHHBINH KpuTe-
puii OIIEHKH yCIIEITHOCTH CTPATEIUU PACIIPEIETUTEIsSI — €10 BHIUT'PBIIIL,
C HEKOTOPO# TOYHOCTHIO, JOJI2KEH OBITh HE MEHbIe YeM y HauboJsee
YJIAYIMBOTO JIpyTa.

[Iporecc mpejickazanust MpeacTaBuM B (OpMe MPOTOKOJIAa HEKOTO-
poit UTphI ¢ TOHON nHMOPMAaIeil. Y YaCTHUKNA UTPhL: CTPATETNH WMJIN
Ixenepmos, 1,2, ..., N, a takke Pacnpedesumens. llens Pacnpede-
AUMEAS TTOCTPOUTD TAKYIO IIOC/IEI0BATEILHOCTD IIPEICKA3AHUN OTe-
pU KOTOPOIi ObLIM ObI HEe HAMHOTO OOJIBIIIE, Y€M MTOTEPU HAWJIYUIIETr0O
JKCIIEPTA.

Ha kaxxgom mare wrpsl ¢ = 1,2, ..., T pacrpeaenresb omnpe-
JIe/IleT BEKTOp pacmpejieienns crpareruit py = (py, ..., pi¥), rae
p%+---+p£v =1lupi>0mnupni=12, ..., N.Ilocae 3Toro Kax-
Jlast U3 crparernii 0ObsIBIIsIeT CBOM MOTePH Ha mare t — wucyo [b, re
i =1,2, ..., N. Ilorepu pacupemennresst Ha mrare t paBHBI CMECH
[IOTEepPhb SKCIEPTOB Ha STOM IIIare

N
(pe - 1t) = me,
i=1

rie Iy = (I}, ..., I)V) — BekTOp MOTEpPL BCex cTpaTernit Ha mare t.

M1 Gy/1eM mpe/iroaraTh, YTo HOTePH SKCIIEPTOB HA KarK/IOM Ilare
orpanmuensl, manpumep, [i € [0, 1] s Beex i u t.

B ciiyuae orpaHMYeHHBIX Ha KaxKJOM Iare 1morepb HeT HPUHIU-
[HMAJIBHO PA3HUIBI MEXK/IY AJITOPUTMAMHE, KOTOPBIE JIOOMBAIOTCS MHE-
HUMAJIbHBIX [OTEPh, U AJTOPUTMAMU, KOTOPBIE JOOUBAIOTCS MaKCH-
MaJIBHOI'O BBIUTDBIIIA; MOXKHO OT IIOTEPh [; HA KAXK/IOM Iare nepeiTu
K BeIATPHBINTY 1 — [y u obparHo.

214



Kywmynarusuabie nmorepu Ixcnepma ¢ #Ha marax t = 1,2, ..., T

paBHEI
T
1 _ %
Ly = E L.
t=1

CooTBeTCTBEHHO, KyMYJISITUBHBIE TI0Tepu Pacnpedesumens Ha 1marax
t=1,2, ..., T paBHBI

Samaua Pacnpedesumensn 3aKJI0OUaeTCsT B BbIOOPE TAaKUX BEKTOPOB
pactpesienierust crparernit pg, ¢ = 1,2, ..., T, 97006l MUHUMU3HU-
POBaThb BEJIMINHY
i
Ry =Ly — miln L.

st perienust 91oii 3aga4u pacemorpum anropurm Hedge(f) us pa-
6oret [18] (eMm. puc. 4.2). Ero napamerpom sisssiercs uuciio 3 € (0,1),

1 BexTOp Becos W1 = (wi, ..., wl). IIpeanonaraem, 4To HavATBHbIE
N
[
BECa BCEX HKCIIEPTOB YJOBJIETBOPSIOT YCIOBHIO »  wi = 1.
i=1
OcHoBHOI TexHUYecKuii pe3ysbrar st anropurma Hedge() npe-
CTaBJIEH B CJIEJLYIOIEil JeMme.

JlemMma 4.1. /[lasa 110601 nocaedosamesvrocmu 6eKMOPOS NOMEPL

l1, ..., lp axcnepmuwzr cmpameautd 1, ..., N 6vnosHeno HepaseH-
cmeo
N
Z i
In Wy < _<1 - 5)LT7 (46)
i=1

ede Lt — nomepu anzopumma pacnpedenenus Hedge(3) sa T wazos.

Zloxazamenvcmeo. VI3 BBITYKIOCTH SKCIIOHEHTHI UMeeT MeCTO Hepa-
BencTBo 7 < 1—(1—4)r upuscex r € [0,1] u 0 < B < 1. Ucnonssys
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FORt=1,2, ..., T

Pacnpedeaumens BEIMUCTISIET pacpejiesIeHAe IKCIIEPTHBIX CTPATET I

Wy

Dt = . 4.4
bt N (4.4)

7

wy

1=1
Oxenepm i obbaBasier cgor nmotepu Ii, i = 1,2, ..., N. Ilycts Iy =
(1}, ..., 1) — BekTOp TOTEPL BCEX cTpaTermii Ha mare t.

Pacnpedeaumensv noacanrbiBaer ceou norepu: Iy = (py - ).
Pacnpedeaumens IPOU3BOANT IEPECYET BECOB SKCIEPTHLIX CTPATEIHIA:

wiyy = wiph (4.5)

angai=1, ..., N.
ENDFOR

Puc. 4.2: Anropurm Hedge(f)

9TO HEpaBeHCTBO U KOMOuHUpysi (4.4) u (4.5), noayyaem

lZ
wt+1 = Zwt/@ <

MZ ||Mz

<

(S

i=1

wi(l—(1-B)) =

.
—_

\_/II

(1= (1= B8)(Pt-lt))- (4.7)
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[MocrenoBarenbno npumensist (4.7) mpu t =1, ..., T, nomyanm

N
i

E wryp S

i=1

3/ech 6bLIO UCIOJIB30BaHO HepaBeHCTBO 1 + = < exp(z) JyuIst Beex .
N
MBI TakzKe HCIIOIB30BAJIH CBOTICTBO y |, w) = 1 JJIsT HAYAIBLHBIX BECOB.
i=1
OTciozia HeMeJIEHHO CJIe/lyeT yTBepXK/eHne JeMMbl. A

ITo (4.6) umeem
N .
—In (Z wZTH)
=1

Ly < - (4.8)
U3 onpepenemnus Becos (4.5) ciaemyer
T . .
whyy = wi [] 8% = wip"r. (4.9)
t=1

Orcrota mojtydaeM CJIeIYIONLy 0 TEOPEMY.

Teopema 4.3. /[as 10601 nocaedogamesvHocmu 6eKmopos nomeps
l1, ..., lp axcnepmunz cmpameauti i = 1, ..., N das npou3cosvHvr
t u 1l 6BNOAHEHO HEPLBEHCTNBO
% %
—In(w}) — Ly 1In
1-p

B CJIy1a€ KOHETIHOT'O YUCJIa IKCIIEPTOB €CTECTBEHHO IIOJIOZKUTDH Ha-

Ly < (4.10)

YaJIbHBIe Beca SKCIEPTHBIX CTPATEruii paBHBIMU W) = 3 JUIsl BCEX i.
Torga (4.10) MOXKHO IepenucaTh B BHJE
In(1/p) . InN
Lr < ——"minL} + ——. 4.11
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Hepagencrso (4.11) MOXKHO HHTEPIPETHPOBATH KaK TO, 9TO KyMYJIsi-
TUBHBIE TIOTEPU pacipeesmrebuoro ajropurma Hedge() we mpe-
BOCXOJAT TMOTEPH HAWIYUINETO SKCIEPTA, YMHOKEHHBIX HA KOHCTAHTY
lnl(iﬂ ILTIOC OIMUOKa 00yYeHust — perper %

B pa6ore [39] nokazamno, uro ounenka (4.11) siBisiercst Heysrydia-

eMoil. A UMEHHO UMeeT MeCTO TeopeMa.

Teopema 4.4. [lycmv B — npoudgosvhwili aA20pumm pacnpedeienus
nomepsL ¢ NPOU3BOALHBIM HUCAOM IKCnepmos. onycmum, wmo cy-
WECMBYIOM MAKUE NOAOHCUMEADHBLE JCTUCMEUMEADHBIE YUCAG G U C,
WYMo 0AA NPouU3eoavho2o wucaa N cmpameeutdl u das 410000 nocae-
dosamenvrocmu sexmopos nomeps I, ..., T sxenepmmoir cmpame-
eudi, 2del' = (I}, ..., ) nput =1, ..., T, 6vinoaneno nepasencmeo

L7(B) < emin Ly 4+ aln N.
(2
Toz0a dan scex 5 € (0,1) 6ydem svinosneno 00no u3 HepaseHcms:

cZ2 ———uamua > —.

1-p 1-p
3a cuer 1o0100pa napaMerpa § MOXKHO JIOOUTLCH [Iepepacipeieie-
HUsI KOHCTAHT TaK, YTOObI MyJIbTUIIMKATHBHBINA MHOXKUTENb B (4.11)
CcTaJI pa.BHI)IM e,ZLI/IHI/II_Le 3a cyeT yBeJII/IquI/IH aﬂﬂI/ITHBHOFO MHOXKUTEJIA.

Jlemma 4.2. ,ZNZ(mNycmLLM, ymo 0 < L < Luo < R K R. ITycmo
maxoice 3 = g(L/R), 2de g(x) = (1 + +/2/x)~L. Tozda

1 1 —
_ B R<L+V2LR+R. (4.12)
1-p 1-p
Loxasameavcmeo. Mbl 6yaeM HCIIOIb30BATE CJIEIYIONIee HEPpaBeH-

crBo: —In 8 < % upu [ € (0,1]. Cuemyromast memnodka mnpeodbpaso-
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BaHUll IIPUBOJIUT K HY?KHOMY Pe3yJIbTaTy:

—InpB 1 14+ 1
—R<L—F+-——R=
=5 T1ogltstog =5t
1 1 1
> <+ﬁ)+1 i
1. [2R 1
o in Ay _R<
27V L 1- _
1+ 2£R
1-- L
<L+ 5LR+R+R — <

Tak Kak MBI npeanosaranu, 4To 0 < l,f < 1 s Beex ¢ u t, Ky-
MyJISTUBHBIE TIOTEPH KayK/0ro sKciepra orpanndenst: Ly < T s
Beex ¢ u T'. Ilosromy MoxkHO B HepasencTse (4.12) moI0KuTH L=T.
[osaraem takzxke R = In N. Torna no semme 4.2

Ly <minL%y + V2T InN +1n N,
(2

e Ly — kymynarusaele norepu agropurma Hedge() 3a T maros.

HetoctarkoM 3T0it OIEHKE SIBJISIETCS TO, UTO ApaMEeTp (3 3aBUCHT
or ropuzonTa 1. CM. Tak»Ke KOMMEHTapUil B KOHIIE pa3jeia 4.4.

Heckosibko 0oJiee TOYHBIE OIEHKU HOTEPHh CMEIUBAIOIIETO AJIN0-
purMa OyayT IMOJyYeHBI B CJACAYIONINX Pas3jiejiax, Ie IMOTePU JKC-
[IEPTOB W CMEIIMBAIONIETO aJrOPUTMa Ha KaXKJIOM Iiare OYIyT Bbl-
YUCJISITHCS B BUJle (DYHKIUK OT PeIlleHnsl SKCIepTa ([IPeJICKa3aHust) u
UCXO/JIA IPUPO/IBIL.

4.3. Aaroput™M cJjeagoBaHuS 3a BO3MYIIIE€HHBIM
JANJIepoOM

B sToM pazjesie Mbl pacCMOTPUM JPYTOil OOIIMIA TTIOJXOJ, K 3a/atie OIl-
TUMAJIBHOTO PACTIPENIETICHIS TIOTEPh — AJTOPUTM CJIEIOBAHUS 38 BO3-
myterabiM Jngepom — “Follow the Perturbed Leader — FPL”. 9Tor
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AJITOPUTM €Ille HA3bIBAETCS aJTOPUTMOM XaHHAHA 10 UMEHH €ro Iep-
BOOTKpBbIBaTe st — M. pabory Xannana [19], a Takxke crarbio Kanau
u Bemnasa [23| u monorpaduio Yesa-Buanku u Jlyromu [28]. Jans-
Heiilllee M3y4YeHHE 3TOrO aJrOPUTMa IIPOBOAMIOCH XyTrepoMm u Ilo-
nanoM [20], Koropble 0GOBIIIIIN ero Ha CUETHBIH KJIace SKCIEPTOB.

IIpn mamHOM MOIXOJ€e MBI BBIOMPAEM HAWIYUIIErO B IIPOIILIOM
npeackasaresst — augepa. s Toro, uTobbl HeHTpaIn30BaTh “BpaxK-
nebHble” BO3IEMCTBUS IPUPOILI, MBI PAHJIOMU3UPYEM KyMYJ/ISITHBHbBIE
IIOTEPU SKCIIEPTOB IE€PeJ BHLIOOPOM HAWIydIero sKkcrmepra. Ha kaxk-
JIOM IIIare aJrOpUTM CJIEJIOBAHUSA 38 BO3MYIIEHHBIM JINIEPOM HECET Te
JKe TIOTEPH, ITO U BBIOpaHHBIN 3KcIepT. Llep aaropurma — motyanTsb
KYMYJISITUBHBIE TIOTEPH, KOTOPbIE HE TIPEBOCXOIAT IOTEPU HAMJTY UIIle-
I'0 9KCIIEPTA ¢ TOTHOCTHIO 0 HEKOTOPOI OMUOKU 00y IeHUsI — PErPeTa.
Perper narmero ajropurM mMeeT TOT K€ HOPSIOK, YTO W AJTOPUTM
ONTHMAJILHOIO PacCIpeIe/IeHusI OTePh WM aJrOPUTM B3BEIIEHHOIO
OOIBIIMHCTBA.

[Ipenckazanusi ¢ SKCIEPTAMU IIPOUCXOIAT CJIEAYIOMIM 0OPa30OM.
Ha xaxxmowm mare t sxcrieptsl ¢ = 1, ... N HecyT norepu s%. Mper ipe-
rojlaraeM, 9To IOTEPH SKCIEPTOB Ha KaXKIOM IHare t OrpaHMYEHbI:
Oésf;gl;mf{]acexint.

B nagasie ouepemmoro mara t Cmamucmuk HaOIIOIaeT KyMyJIs-
TUBHBIE TIOTEPU IKCIIEPTOB sli:t_l = s’i + - 3%—1 3a MPOILJIbIe Iaru
< t,i=1,...N. Cmamucmux TpUHAMAET peIIeHne CJIeI0BATh 3a
OJIHMM U3 9THX JKCIEPTOB, CKaXKeM 38 SKCIepToM 4. B KoHIe mia-
ra Cmamucmux HeceT Te »Ke ITOTEPH, UTO U BBHIOPAHHBIN 3KCIEPT
i: 8 = si. KyMyIaTusHble MOTepH 3KCIEpTa WCUUCAAIOTCS B BHJIE
81 = S1:¢4—1 + St = S1:4—1 + Si.

JIerko nmpuBecTr MpUMep UrPhI C ABYMsI 9KCIIEPTaMU, KOTOPBIi 110-
Ka3bIBAET, YTO IIPOCTOE CJICIOBAHNE 38 HAUJIYIIINM IKCIEPTOM MOYKET
MPUBECTH K OOJIbIIUM IoTepsiM Cmamucmuka, 3HAIUTEIbHO IIPEBbI-
OIaromuM IIOTepu KazKJ/I0T'0 U3 IKCIIEPTOB.

IIycts moTepm kKaxkmoro sxcmepra Ha marax ¢t = 0,1,...,6 ecTb
$0123456 = (3:0,1,0,1,0,1), 83103456 = (0,1,0,1,0,1,0). cwo.
9TO B 9TOM CJIydae IIPOCTOH aJITOPUTM “‘CJAETOBAHUS 3a JTUICPOM  BCe-
raa OyJeT NPpUHUMATH HelIPABUJILHOE PEIeHHe W ero KyMYyJIsTUBHBIE
IOTepH Ha KaXKJIOM Irare OyAyT KaK MUHAMYM B JIBa pa3a OoJibIle
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9eM MOTEPH KaXKJI0ro SKCIIEPTa.

B ToMm ciyuae, Korja morepu SKCIEPTOB HA KaKJIOM IlIare orpa-
HUYEHBbI, MOXKHO OOPOTHCHA C MOJIOOHBIMU $IBJIEHUSIMU IIYTEM DaH/0-
MH3aIA KyMYJISTUBHBIX [OTE€PHh SKCIIEPTOB U TOJBKO IIOCJE ITOrO
BBIOMpATH HAWIYIIIEro SKCIEPTA.

Anropurm FPL Boimaer ma mmare ¢ = 1,2,... B KadecTBe Mpej-
CKa3aHUsI HOMEP DKCIEPTa ¢, JIjIs KOTOPOr'O sIBJSIETCS MUHUMAJILHOM
BEJINYUHA,

) 1 .

A T

8141 — =€
€

r7ie € 970 napamemp obyuenus, u £ i = 1,... N, ecTb Tocyie0BaTe  h-
HOCTb HE€3aBHUCHUMBIX OJIMHAKOBO PacCIIpeIe/ICHHBIX C.Hy‘IaﬁHbIX BHJIN-
YUH Paclpee/eHHBIX COIVIACHO 3KCIOHEHIHAIbHOMY 3aKOHY C IIJIOT-
HocTbio p(x) = exp{—z}, z > 0.

3aMeTHM, 9TO MOYKHO BBIODATh 9THU CJIydailHble BEJIMYHHBI HIepej]
IIpoLeccoM 0OydeHus arOpPUTMA.

Mpr OyemM HCHOJIB30BATDL CBOMCTBA SKCIIOHEHIIMAJILHOTO PACIIpe-
nernenns: P{¢& > a} = e u P{¢ > a+ b} = e bP{¢ > a} nuz
BCEX HEOTPHUIATEIbHBIX 3HAUEHUN a U b. DT U JApyrue CBONCTBa 9KC-
[IOHEHIIHAIbHOIO paclpelie/icHId IIpejlaraloTcs B BUJIE 3aa9 B pas-
nene 4.10.

Ha mare ¢ nrpe! Kaxkprii u3 N sxcrnepros necer norepu s € [0, 1],
t=1,... N; KyMyJSITUBHbIE TIOTEPHU IKCIIEPTA { UCUUCIISTIOTCS

i i
S1:¢ = S14—1 T S¢-

[yctb €, = a/+/t nns Beex t, Tie KOHCTaHTa a GyjieT yTOYHeHa
najee. Mbl nmpeanomnaraeM, uTo sy = 0 /171 Beex 1.

[Tcermoxon FPL anropurma npesgcrasien Ha puc. 4.3.
T
[Iycrs s1.p = ), sft — KyMyJsTUBHBIEe ToTepu ajnroputma FPL Ha
t=1
marax < 1.

B citenytormeit Huzke TeopeMme JIaeTCs BEPXHss OIEHKa CPEHEro
3HAUEHUS KyMYJISTUBHBIX TToTephb ajaroputMa FPL.

Teopema 4.5. Mamemamuueckoe 0xcudaHue KYMYASMUSHLLT 70~
mepv anzopumma FPL ¢ nepemennovim napamempom obyvenusn €, =
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FORt=1,...T
Cmamucmux BbIOUpaET SKCIIEpTa, MMEIOIIEro HAUMEHBIINE BO3MY-
[MIeHHHbIE KYMYJISITUBHBIE ITOTEPU Ha marax < t:

A 1 .
— : 7 (]
I = argmin;_—q o N {51:t—1 - af .

Ixcnepm 1 HeceT notepu Sy for ¢ =1,..., N.
I
Cmamucmuk HeceT 1oTepu S; = S;°.

ENDFOR

Puc. 4.3: Ilcernokoy FPL anropurma

2In N
\/ T 02panuMeno ceepIy KYMYAAMUCHBIMU NOMEPAMU HAUAY UL

20 IKcnepma nAaroc peegpem.
E(si.r) < minsip +2vV2T In N (4.13)
7

Joxazamesvemeo. Ananus ontumanbHocTH anroputma FPL oc-
HOBAH Ha CPABHEHUH €r'0 IOTEPH C IIOTEPSAMU BCIIOMOTATEILHOTO AJI-
ropurma [FPL (Infeasible FPL) (see puc. 4.4).

Auropur™m IFPL nenaer cBou mnpejicka3aHust Ha OCHOBE MCIIOJIB30-
BaHust BemanH S5, i = 1,... N, KoTopble eme HenssecTHb Cmamu-
cmuky B Havase mara t. [lo aToit mpuvunne qaHHbIi aJIropuTm dpusntde-
CKHU HE PeaJIn3yeM U CJIyXKUT TOJIBKO JIJIsi aHAJIN3a II0TePh aJIlOPUTMa,
FPL.

Maremarudyeckoe 0XKHIAHUE OJIHOIIATOBBIX HA INare t U KyMyJs-
TuBHBIX 11oTepb ajroputmoB FPL u IFPL na mare T o6o3nadmm

Iy = E(Stlt) ur, = E(s;ft),
T

T
ll:T = E lt nry.t = E Tt,
t=1

t=1

COOTBETCTBEHHO, TJie stIt — norepu asiroput™ma FPL na mare ¢ u 5;] ¢
norepu aynropurma I[FPL nma mrare ¢, cumBosnn E obo3nadaer Marema-

THYIECKOE OXKHNIaHUC.
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FORt=1,...T
Cmamucmux BbIOUpaET SKCIIEpTa, MMEIOIIEro HAUMEHBIINE BO3MY-
[IIeHHHbIE KYMYJISITUBHBIE ITOTEPU Ha marax < t:

A 1
— : (A T
Jy =argmin,_; 5 {Su - th .

Ixcnepm 1 HeceT norepu Sy for ¢ =1,..., N.
Cmamucmux HeceT moTepu s;] ¢,

ENDFOR

Puc. 4.4: Ilcenokoy IFPL anropurma
Hanommuwm, uro I; = argmin,{si,, ; — égl} u J; = argmin,; {s% , —
1e)
€ :

Jlemma 4.3. Cpednue xymyasmuervie nomepu aszopummos FPL
IFPL ydosaemesopsiom nepasercmey

T
lip <rip+ E €t (4.14)
t=1
ona ecex T'.
Loxasameavcmeo. Ilyctb c¢q,...cn — TPOU3BOJIbHBIE HEOTPHUIA-

TeJbHBIE fAeficTBUTENbHbIE unciaa. Jas npoussonabnoro 1 < j < N
OIIPeNeJIMM YHCJIa 1M ; U M

/A,
i
in{ i 1 1<
m,; =min{s}, ; — —¢;
J i) 1:t—1 e X
< min{si + st — lc} =
~= i%j 1:t—1 t e )
= min{s’,, — lc} = m
iA] 1:t € 7 5
[TpousBouM cpaBHEHNE YCIOBHBIX BEPOSTHOCTE:
P{I; = j|¢" = c;,i # j} u P{J, = j|&' = cii # j}
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I/IMeeT MECTO CJIEAYIOIIad MeIOIKa PaBEHCTB U HEPABEHCTB!:
P{Iy = j|¢" = ¢i,i # j} =
= P{s], | — Eltfsj <myle = cii # ) =
=P{& > et(S{:t—l - mj)‘fi =c,i#J} <
< eetP{fj > et(s{:t_l —mj + 1)\§i =ci,i #j} <
<etP{¢ > €t(8{:t_1 + 57 —my)|€ = ciyi # j} <
<P > alsly, —my)lE = cii# j) =
— e P{s], - jtgj <milef = ciyi # ) =
= e P{Jy = jl¢' = ciyi # ) (4.15)

IIpu mepexome oT 3-if cTpoKW K 4-if MBI UCIOIB30BAIN HEPABEHCTBO
P{¢ > a+0b} < e PP{¢ > a} nna ciaydaiinoit BemauHb £, pacipe-
JIEJIEHHO# COIJIACHO KCIIOHEHIUAJIHLHOMY 3aKOHY, IJie a U b — mpous-
BOJIbHbIC HeOTpulaTe/IbHbIe BEIIEeCTBEHHbIEC YUCJjIa.

Tak Kak 9T OIEHKH HUMEIOT MECTO IIPH BCEX YCJIOBHUSAX C;, OHU
TaKKe UMEIOT MeCTO B He3yCJIOBHOM BHUJIE:

P{I, =j} <e“"P{J, =3} (4.16)
angBeex t=1,2,... muj5=1,...N.
Cymmvupyem (4.16) not =1 ,..., T u nojiy4uM HEpaABEHCTBO
T T

lt = E(Sl{t) = ZS%P{I,: = ]} < GEt ZS%P{Jt = ]} = eetT‘t.
7=1 7=1

HepagenctBo Iy — 1 < €l ciemyer m3 HepaBeHCTBa 1y = e 'l =
(1 —7)l; mpu r < 1. Cymmupyem stu HepaserctBamot =1 ,..., T'u
6epem Bo BHuManue 0 < Iy < 1 ay1a Beex t. B pesyibrare mosy«anm

T
Lo <rer+ Z €& <.+ 2a\/f
t=1
JlemMma nokaszana. A
B cnemyromieit jiemMMe MbI IIOJIyIUM BEPXHIOIO TPAHUILY CPEIHUX

KYMYJISTHBHBIX TToTeph ajroputma [FPL.
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Jlemma 4.4. Mamemamuueckoe oorcudarue KYMYAAMUBHBIT NOMEPD
anzopumma IFPL oeparuveno ceepxy

: In N
rir < minsjp + (4.17)
[ €T
ona ecex T.
Loxazameavcmeo. BeeneM B 3TOM JI0Ka3aTE/ILCTBE S; — (s%, ce sl{V )
— BEKTOP OJHOIIAIOBBLIX [IOTE€Ph IKCIIEPTOB U S1.p = (s%tt, .. .,sjl\ft) -
BEKTOD KyMYJISITUBHBIX [T0TEPh dKCrepToB. [lycrs Takxke § = (£ L )

— BEKTOP KOOpJMHaTaMN KOTOPOI'O ABJIAIOTCA IKCIIOHEHIIMAJIBHO pac-
IIpeae/JIEeHHbIe CJIy‘IafIHbIe BEJIMYMHBI.
PaCCMOTpI/IM BCIIoOMOraTeJibHbI€e BEKTOPDI:

S s —¢ <1 - 1) (4.18)

€t €t—1

- 1
S1:¢ = S1:¢ — *5 (419)

€t

mput=1,2,....

Jst mpoussosibioro sektopa s = (s', ..., sV) u egunmunoro

Bekropa d = (0, ..., 1, ..., 0) obosHadMM

M(s) = argmingcp{d - s},

rme D ={(0, ..., 1), ..., (1, ..., 0)} — MHOXKeCTBO, cocTosiIEe U3

w»

N pasmepnocru N u “-’ — cKaJIgapHOE IIPOU3BEICHHE.
ITo ompeenennio M (S) eCTb eIUHUIHBII BEKTOD, i-s1 KOOD/IIHATA

koToporo pasa 1, rie s* = min s7. Ecau umeercss 60jiee 0HOTO
1SN

TaKoro ¢, To nosaracM M (s) paBHBIM HAMMEHBIIEMY U3 HUX.

ITo oupenenennto (M (s) -s) = 12nj<nN s,
\J ~

ITo onpenenenuto anropurma [FPL

T
r.y=FE Z M(glzt)st
t=1

Takum o6paszomM, HAM HEOOXOIMMO OIEHUTH CYMMY IO 3HAKOM MaTe-
MATHIECKOTO OXKUJTAHWS.
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[IpemBapuTeIbHO TTOKAXKEM, ITO

T

Z M (81:4) - 8¢ < M(Sv.1) - Svr- (4.20)
t=1

Jloka3aTeaIbCTBO MIPOBOINM METOIOM MaTEeMATHIECKOW WHIYKIIAN TI0
T. IIna T = 1 yrBep:Kzenue o4ueBUIHO. it TOro, 4ToOBI ClesiaTh
mrar uaayknmu ot 1'— 1 K T’ ¢iestaeM j1Ba 3aMevaHus.

Nmeem S1.p = S1.7_1 + S 110 OIPEIEIEHNIO, a TaKXKe

M(81.1) - S1.7—1 = M (S1.7-1) - S1.7-1,

TaK Kak IpaBasi YaCTh 9TOI0 HEPpABEHCTBa PaBHA MUHMAJIBHON KOOP-
JUHAaTe BeKTOpa S1.7_1, TOIJA KaK JeBasi ero JacTh PaBHA KOOPIMHA-
Te, KOTOpasl BhIOMpaJIach 0 JIPYTOMY KPUTEPHIO.

CoemunsieM 00a 3TH 3aMeYUaHIs BMECTE U [TOJIyIaeM yTBep:KIeHNe
uaykipn (4.20) must mara T UCIiosib3yst TPEJIIOIOKEHNe WH LY KITUH
iyt mara 1 — 1:

M(81.7) - S1.7 = M(81.7) - S1.7—1 + M (S81.7) - 81
> M(81.7-1) - S1.7—1 + M (S1.7-1) - S7

T
> M(814) -5
t=1

AR\

Benomunast onpegienenne (4.18) Bekropa S, Mbl MOXKEM Ieperu-
carb (4.20) cieLyionmM o6pasoM:

T

d 11
Z M(814) -s¢ < M(S1.7) - S1.1 + ZM(glzt) € < - ) (4.21)

€ €—
t=1 =1 t t—1

Anasnornuno, ucnosb3ys onpejesenue (4.19) Bekropa Si.4 ¥ TO 4YTO
KpHUTepuii BBIGOpa KOOPIMHATHI BHOBb ObLIT H3MEHEH, [0JIydaeM Hepa-
BEHCTBO

M(gl:T) : gl:T < M(SI:T) : <51:T - 5]“> -

(4.22)
€T

= min{d - s1.7} —
sptd-sur)
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Io onpenenenuio (M(sy.7) - €) = &F s mexoropor k.

Tak kak E(§) = 1 it 9KCIIOHEHIUMAJILHO DPACIPEIEIeHHO CIIy-
qafiHON BeIMIUHBI £, MATEMATUIECKOEe 0XKUIAHNE BEITUTAEMOT0 1JIeHa,
B (4.22) paBHO

B <jw(slT)§) — iE(gk) — i (4.23)

€T €T €T

Bropoii anen (4.21) ymosierBopsieT

< Z max ¢ (1 - 1> 1 max &' (4.24)

€ €41 €T 1<i<N

31ech Mbl UCIIOJIb30BAJIA CBOMCTBO €; < €;_1 JJIs BCeX L.

Mp1 6yaeM UCIIoIb30BaTh BEPXHIOI OIEHKY /I MATEMATUIECKOTO
OXKWJIAHUST MAKCUMyMa SKCIIOHEHITMAJBHO PacHpeIe/IeHHBIX CJIydaii-
HBIX BEJIMYIUH:

0< E(max &) <1+1InN. (4.25)

1<iKN

HeiicTBATEIBHO, I8 SKCIOHEHIUAIBLHO PACIpeIe/IeHHBIX CJIYYaiHbIX
Bequana &, ¢ = 1,... N, BBIITOJIHEHO

P{max¢' > a} = P{3i(¢' > a)} <

N
< ZP{{i > a} = Nexp{—a}. (4.26)
i=1
Jl1sT TPOM3BOIBHON HEOTPUIATEILHON CJIyIalHON BEJIUYUHBI 7) BbI-
OJIHEHO
oo
B = [ Pln> vy, (427

0
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JToKa3aTeJbCTBO 3TOI0 COOTHOIIEHHUE IPEJIOCTaB/IgeTcd YUTATE0 B
Bujie 3aaun u3 pasjesa 4.10. Torpa mo (4.26) umeem

E(max¢' —InN) =

= /P{max{i —InN > y}dy <
7
0

< /Nexp{—y —InN}dy = 1.

Crnemosatenbro, E(max; &%) < 1+ InN. Cormacro (4. 25) MaTeMaTH-
Jeckoe oxkufanue (4.24) orpaHUYEHO CBEPXY UHCIIOM 5( +1InN).
Kom6unupyst onenku (4.21)—(4.24) u (4.23), nosyunm

T
rior =F (Z M (81:4) 'St> <
=1

A
<minsip 4+ (4.28)
4 (4

Jlemma nokazana. A.

3aBepImM JI0Ka3aTeIbCTBO TEOPEMBI.

Hepasencrso (4.14) semwmbl 4.3 u HepasencTso (4.17) semmbr 4.4
BJIEKYT HEPABEHCTBO

E(s1.7) < <m1n81T—|—aZ\[ lnN\/>

< mln sty + 2aVT —|— ln NVT. (4.29)

qutst Beex T'. Munnmusupyewm (4.29) 110 @, M0y 9uM ONTUMAIBLHOE 3Ha~
genne a = V2In N. Takum ob6pazom, Mbl mosaydmwin oneHky (4.13)
TeopeEMbI

E(si.r) < minsi.p +2vV2T In N.
(2
TeopeMma joKazaHa. A
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MpbI Tak>Ke MTOJTy UM CJIEJICTBHE 9TON TeopeMbl. B aTOM cieacTBun,
HCIIOJIb3Ysl BAPUAHTHI HEPaBEeHCTBa XedIuHIa, Mbl 3aMEHUM OIEHKY
JIJISI CPEeTHEro 3HAYEeHUs HA BEePOSITHOCTHYIO OIEHKY IS KYyMYJISITUB-
HBIX IIOTEPb.

JList 3TOr0 HaM HEOOXOIUMO YCIOKHUTDL PAHIOMUBAIIIIO, IIPUMe-
Hsiemyto B ajroputMe FPL. IIpexknae Mbl Ha KaxXJIOM ITare UCIIOJIb-
30BaJjIl OJIHY U Ty K€ IOC/IeI0BATEIbHOCTh HE3ABUCUMBIX OJMHAKOBO
pacipeieseHHbIX crydaiupix Bemamans L, ..., &NV, Mbl momudurm-
pyem aaroputmbl FPL u IFPL caenyrommum obpasom. Pacemorpum
OECKOHEYHYIO ITOCIeI0BATEIHLHOCTD CEPUIl HE3ABUCHUMBIX OJHHAKOBO
pacIpeiesIeHHbIX COTVIACHO KCIIOHEHIINAJIBPHOMY 3aKOHY CJIYYalHBIX
pesmaun &, L ﬁv, t=1,2, ..., Tak, 9TO BCe 9THU CJIyYailHbIe Be-
JIMYUHBI PACCMATPUBAEMble BMECTE HE3aBUCUMBI.

B amropurme FPL na puc. 4.3 ma mare t Mbl OyjeM BO3MY-
IAaTh KaXKJI0r0 SKCIEPTa C IOMOIILIO CEPUU C/IyYalHBIX BEJIMIHH
&, ..., ggV . Cmamucmux BbIOUPAET IKCIEPTa, UMEIONIEr0 HauMeHb-
e BO3MYIIEHHBIE KyMYJISTUBHBIE TIOTEPU Ha Imarax < t:

. 1 .
_ : 7 1
I = argmin;_—j 9 N\ S1:i¢—1 — gft .

Anajornunoe usmeHenust BHocuM B ajropurMm IFPL.

B sToMm ciyuae ofHOIIATOBBIE TIOTEPH St, t = 1,2, ..., aJropurMma
FPL OynyT He3aBUCHMBIME CJIyIaflHGIME BEJINIMHAMHY.

JlokazaTenbcTBa JIEMMBI 4.3 OCTaeTCAd TeM Ke, JOKa3aTebCTBO
JieMMbI 4.4 n3MeHseTCcsd HE3HAYUTEbHO, HAJIO TOJIHBKO B HEPABEHCTBAX
(4.21), (4.22) u (4.24) cpa3y paccMOTpEeTb MATEMATHIECKOE OXKUIAHNE
OT 06OMX WX 9YacTell W MCIOMB30BaTh To, uTo (&) = 1 muis Beex i u
t.

Caencteue 4.1. /Jlas npoussosvrozo § > 0 ¢ seposmuocmoio 1 — §
BHINOAHEHO HEPABEHCTNEO

. T 1
sty <minsi.p +2vV2TIn N + 3 In 5 (4.30)
(2

A./LZOpumJ\/L FPL sasasemcsa acumnmomuuecku cocmoamenvhvim (U./LU
COCTMOAMEADHBIM TO XaHHaHy).’

1 ,
li;n sup —(s1.7 — Z;nlaimN si.r) <0 (4.31)
—00 =1,...
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¢ sepoammocmovio 1.

Joxaszameavcmeo. s nokaszaTeabCcTBa MEPBOIO YTBEPXKICHUS
MBI UCIIOJIb3YeM BapuaHT HepaseHcTBO Yeprosa (4.60) u3 ciencrsus 4.5:

IIycts X7, X3, ... — IOC/IEIOBATEILHOCTL HE3ABUCUMBIX CJIyYali-
HBIX BEJIMYUUH TAKUX, ITO npu Beex ¢ = 1,2, ... Boimosneno 0 < X; <
1. Torma mmst mob6oro € > 0,

T T
2¢?
i=1 =1

[Tosraraem 6 = exp (—%) Orcrona € = \/%ln%. Ipun X; = s us
HepaBeHcTBa (4.32) cieyer, 9To ¢ BEPOSTHOCTBIO 1 — 4,

T

> s < E(sir) +
=1

Tt
2 s

U3 sroro HepaBencrBa u orenku (4.13) Teopembr 4.5 mosydaem Hepa-
BeHcreo (4.30).
st nokazaresberBa yrBep:kiaenus (4.31) Mbl IpUMeHUM JIPYyTOit
BapuanT (4.61) Hepasencrsa Yepnosa:
1 Z
P3|z > (Xi— E(Xi))| > e p < 2exp (—2T¢€%) . (4.33)
i=1
3aech nmonaraeM Xy = s¢. Tak Kax st ji060ro € > 0 psij SKCIIOHEHT
B MPaBOif 9acTW 9TOrO0 HEPABEHCTBA CXOJWTCHA, IO JiemMMe Bopessa—
KanTemnn:
.1
Tlgrgo T(SI:T - E(SlzT)) =0
¢ BeposiTHOCTBIO 1. VI3 3TOrO coorHomenust u onenku (4.13) reope-
MBI 4.5 mosydaem HepaBeHCTBO (4.31) Jy1st BepXHero mpe/esa.
[Tpu mokazarenbcTBe Teopembl 4.5 u ciencTsud 4.1 MbI TpeIIoa-
TaJTH, 9TO TIOTEPH S: SKCIEPTOB Ha KayK/OM IMare ¢ He 3aBHCAT OT HO-
MEpOB 3KCIepToB Iy, BLIOpanubix Cmamucmukom Ha marax 2 t' < t.

2B 1aHHOM HPOTOKOJIE 9TO SKBUBAIEHTHO HPEIIOJIOKEHHIO O TOM, UTO OTEPH
IKCIIEPTOB S, 85,... upu 7 = 1,..., N 3amanbl 3apanee u npeabssisiorcs Cma-
MUCMUKY TIO TIIATAM COTJIACHO ITPOTOKOJTY.
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MoxHo moKazarb, 4TO ciencTBue 4.1 BepHO W B CIydae KC-
[IEPTOB, MMOTEPU KOTOPBIX HA KAXKJIOM Iare t 3aBUCAT OT 3HAYECHUN
caydaitnbix BesmauH [y mpu £ < t. B sroMm ciaywae ciyuaitHbie

Bemunabl Xy = s, = S He OyAyT HE3ABUCHMBIMH, HO BEJIIdH-
ol Xy — F(X|X1,...,X;—1) 06pa3yior MapTHHIAJI-Pa3HOCTb OTHO-
CUTEJIHO TI0C/IE0BATEILHOCTH CAyYalHbIX BeauduH X1, Xo,..., #

MBI MOYKEM IPUMEHUTH COOTBETCTBYIONIEE HEPABEHCTBO XeduHra—
Angymbr (4.64) u ycuJIeHHBI MAPTHHTAJIBHBIA 3aKOH OOJIBIIMX Y-
cent (4.65). B wacrHOCTH, yCI0BHE ACHMIITOTUYIECKO COCTOSATEILHOCTI
(4.31) TakzKe BBIIOJIHEHO U B 9TOM CJIydae.

4.4. AJropuTM 3KCHOHEHIINAJIHLHOTO B3BeIIBa-
HUS 3KCIIEPTHBIX penieHunii

Hanomuum, 4ro R — 9T0 MHOXKECTBO BCEX BEIIECTBEHHBIX (JieificTBu-
TesIbHBIX) uncest. [Iyerb ) — MHOXKecTBO nexo0B, [ — MHOXKeCTBO pe-
NIEHWH WK MpeJcKasanuil (IpOrHo30B), © — MHOXKECTBO MAPAMETPOB
(sKcrepTHBIX cTpareruii, skcrepToB). [Ipe/monaraem, uro © — KoHed-
Hoe MmHOXKecTBO, [' C R™. B 31011 riiase ) — mpon3BobHOE MHOXKECTBO
00BHEKTOB JTIOD0I TTPUPOIHI.

Onenka npunsiToro pemtennst (wim npejackazanusi) v € ' npu uc-
xo07ie w € §) MPOM3BOAUTCS C HOMOIIBIO DYHKIMHU 110Tepb A(w, ), IPU-
HUMAIOIIEHl HeOTPHUIATe/IbHbIE JeficTBUTEe IbHbIE 3HAaYeHus. Jlajiee Mbl
OyJIeM TIPeIoIaraTh, YTO 3HAYEHUsT (DYHKITUH IIOTEPD JIEXKAT B OTPE3-
ke [0,1].

PaccmarpuBaercs urpa ¢ moJiHo# nHpOpMAIeil MeXKy UIPOKa-
mu: Cmamucmuk, xenepmo 0, tae 0 € © u Ilpupoda. Urpa npouc-
XOJUT B COOTBETCTBUU CO IIPOTOKOJIOM, IIPUBEJIECHHBIM Ha pHC. 4.5.

ITpoTokoJ1 ompe/iesisieT MOpsIoK JjeiicTBuil (xompl) Urpokos. Kax-
JIBIIT UTPOK MOXKET TIPU OLPEIEJICHIUN CBOErO JNefCTBUS UCIIOJb30BATD
BCIO MH(OPMAIIIIO, KOTOpasi M3BECTHA K HAYAJIy €ro XOJa.

Hesibto Cmamucmuka sBIseTCs BBIOOP TAKOM MOCJIEI0BATEIHHO-
CTU TIPOTHO30B Yi,72, ..., UTOOBI JJIsI KayKJIOrO t ero CyMMapHBIE
rorepu L; ObLn OB ¢ HEKOTOPO# CTEMEHBIO0 TOTHOCTH He OOJIbINE TeM
cyMMapHble torepu Hanbosiee 3PeKTUBHOrO IKCIEPTa, T.€. He DOJIb-
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FORt=1,2, ...

dxcnepmol € © aHHOHCUPYIOT IPEICKAZAHUSL: ff el.

Cmamucmuk IPUHIMAET CBOe pelnenue: v; € I

Ipupoda anouncupyet ucxom: wy € ).

Ixcnepmor € © BBIYUCISIOT CBOM CYMMapHBbIE IIOTE€PU Ha Imare t
UCPLL:

Li(0) = Li_1(8) + Mws, £9).

Cmamucmusk BEIYACISIET CBOM CyMMapHBIE HOTEpH Ha Imare ¢ Urphl:
Ly = Li—q + Mwe, ).

Buecs Lo(0) = Lo = 0 miist Beex 6.
ENDFOR

Puc. 4.5: IIpoToKoJI UTPLI ¢ IeTEPMUHUPOBAHHBIMHU MTPEICKA3AHUSIMU

Ire gem iI;f L(0).

IIpupoda MmoxeT OBITH 8pastcdebHot 1o oTHOIEHNIO K C'mamucmu-
KY: BBIIIABAEMbIE €F0 UCXOJIbI Wy MOTYT 3aBUCETH OT IIPOTHO30B 7Y¢, TAK
Kak Ilpupoda BBIIAET MCXOM Wi TOIA, KOIJA IIPOTHO3 7y y2Ke BBIAAH
Cmamucmurom.

KonumyecTBeHHOI OIIEHKOM METO/1a POIHO3UPOBAHUST SBJISIETCST K-
MYJISTUBHBIA peepem OTHOCUTELHO SKCIEPTa § U IOC/IeI0BATEIbHO-
CTH HCXOJIOB W1, ..., Wr:

T

Ror =Y (Mwt, 1) = Awr, &) = L — Ly(6). (4.34)
t=1

[lesib MeTO/IA TIPEJICKA3AHNS 3AK/II0TACTCS B TOM, ITOOBI
1
limsup —(Ly — inf Ly(0)) <0 (4.35)
T—o00 T 0

JIJIsE JII000M TI0CJIEJI0BATELHOCTH UCXOJIOB W1, W3, . . . .

3aMeTnM, UTO 37[eCh HE UCKJIIOYAETCs TOT ciydail, korma Cmamu-
cmMuKX MOXKET TIpeJCKa3bIBaTh JlayKe JIydIlle, 9YeM SKCIIEPT, UMEIOTTUi
HAUMEHBIINE ITOTEPH.
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[Tporuossr 6yIyT 9/IEMEHTAMEI N-MEPHOTO €BKJINIOBOTO MMPOCTPAH-
crBa R". Takum obpazoM, UX MOXKHO CKJIQJIBIBATh U YMHOXKATb Ha
BEIleCTBEHHbBIE YHC/IA.

[TopmHOXKECTBO Z €BKJIMJIOBOTO TPOCTPAaHCTBa R™ Ha3bIBaeTCs
BLINYKABLM, €CJI JJis JI00bIX ToueK 2,2’ € Z u moboro uucia 0 <
p < 1 rouka pz + (1 —p)2’' € Z.

Dyukuust h(z), onpe/ie/ieHHas! HA BBIIIYKJIOM MHOXKECTBE Z , Ha3bl-
BAeTCsl BBIYKJION, eciiu ee Hajarpaduk {(z,y) : y = h(x)} — Boimykiioe
MHOYKECTBO. DTO 3KBUBAJIEHTHO TOMY, YTO €CJIM JId JIoObIX 2,2 € Z
u joboro yucsa 0 < p < 1 BBIIOJIHEHO HEPABEHCTBO

h(pz + (1 —p)2') < ph(2) + (1 — p)h(<'). (4.36)

3ajlanbl MHOXKECTBa MCX0M0B () M MHO2kKecTBO mporHo3oB I'. 3amana
HeKoTopast (bYHKIMsI TI0Tepb A(w, ).

[Tycrs MHOXKeCTBO 9KcnepToB KoHeuHo: © = {1, ..., N}. B arom
paziesie IpenogaraeM, 9TO MHOYXKECTBO IPOrHo30B I' — BLIyKJIOE
noaMHOXKecTBO R, a dyHKIws noTepb A(w,y) sIBISETCs BBITYKJIOM
1o nporuozy 7. Jyist ynobersa obozHauaeM mocpeacTBoM Li Kymysisi-
TUBHBIE [I0TEPU IKCIIEPTA ¢ HA Imare t.

[Ipocreiimmuii aJiropuT™M B3BEIIMBAHUS SKCIIEPTHBIX TPOTHO30B BbI-
qncssier mporaod Cmamucmuka o Gopmyiie

N .
Swir—1& N
=1 * 3
V=S = ) w1, (4.37)
1

N .
D w1 =
j=1

rie {; € R™ — nporuos ¢-ro skcnepTa Ha mare t, w;;—1,¢ =1, ..., N,
— Beca, IPUIMCAHHbLIE SKCIIepTaM Ha Iare t,

Wiy = (4.38)

N
> Wit—1
7j=1

— HopMmupoBanHble Beca. Tak kak I' — BBITyKJIoO€ MHOXKeCTBO, Y € I’
JIT BceX T.
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B AJITOPUTME IKCITOHCHITNAJILHOI'O B3BCIIINBAHNA B KQUIeCTBE BECOB
IKCIIEPTOB 6epyT BeJIMYMHBI

Wit—1 = e—nLi,17 (4.39)

t=1, ..., N,rne L;_; — cymMapHble IOTEPH ¢-I'0 3KCIIePTa Ha Iarax
or 1 not—1, n > 0 — HEKOTOPBHII ITApaMeTpP — NAPAMEMP 00YUEHUA.
B sroMm cirygae mporuoz Cmamucmuka BEITUCISIETCS 10 (POpMYyJIe

N i
> EleMhin
=1

N
- - * %
"= = E wiy &, (4.40)
Z e_nLt—l i=1
Jj=1
e
" efnLi—l
Wit—1 = _ (4.41)
Z efnLi—l
j=1
— Bec sKcnepTa ¢, ¢t =1, ..., N.

OnrrMaJibHbIE CBOMCTBaA, AJTOPUTMa SKCIOHEHITUAIHLHOTO B3BEIIIN-
BaHUS U3YYaIOTCs B CJIEIYIONIEH TeopeMe.

Teopema 4.6. Jonycmum, wmo gynryus nomepv A(w,y) A6AAMCA
BHINYKAOT MO 6MOPOMY apeyMenmy u npunumaem 3uaverus 6 [0, 1].
Tozda Ons mobvix n >0, T, wy, ..., wr €  u coomsemcmeyUWUT
NPOZHO306 IKCNEPMOE KYMYAAMUBHAA OUUOKE GA2OPUMMG IKCTLOHEH-
YUAABHO20 B3BEUUBAHUA YIOBACMBOPAET, HEPLEEHCTNGY

, InN T
Lr — min Lépgn—+—n.
i=1,.., N n 8

IIpu n = +/8In N/T seprnas ouenra umeem 6uo: \/%Tln N.

,ZZO%’CLSCLme./L’bCTTLGO. OHpe,HEJII/IM BcCIIoOMoOraTeJ/IbHbI€ BEJIMYMHDI

N N _
W= wiy =Y e, (4.43)
=1

=1

(4.42)
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Wy = N.

B nmokazarenbcTBe OyeT MCIOJIB30BAThCS Hepasehcmaeo Xedour-
2a, KOTOpoe chOpMyTIPOBAHO U JIOKA3aHO B pazjese 4.7 B BUIe JeM-
MBI 4.5. DTa JeMMa yTBEpXKIaeT Cleaylolee: mycTb X — ciydaiinas
peanunHa 1 a < X < b. Torga mas mpoussoabHOro s > 0

2 2
s°(b—a
In E(e’) < sB(X) + (8),
rjae E — MaTeMaTHn4eCKOe OXKMJIaHHne.

JlokazaTeabCcTBO TEOPEMBI OYIeT OCHOBAHO HA CDABHEHUHN HUXKHEH
¥ BepXHE OIEHOK BeJIMYUHBI In I{,Vv—g

HukHsIsT OlleHKa [OJIyYaeTcst CIeAyIOmuM 00pa3oM. 3aMETHM, ITO
Tak Kak w;o = 1 jgng seex i =1, ..., N,

N
WT —_nlt
In— =In E e | —InN >
Wo ,
=1
T
>1n max e T ) —InN =
i=1, ..., N
=-n min L% —InN. (4.44)
i=1, .., N

BepxHsist onieHKa BeJTMINHBI In VVI{,—g IMOJIyYaeTCsl C TIOMOIIBIO CJIeJTY-

IOIMUX BBIKJIAI0K. VIMeeM JjTsT TPOU3BOJILHOTO ¢

N 7 )
Z 6777)‘(“& 7£t)6777Lt71

In Wi =In =t =
t—1 N i
S e mhia
=1
N .
3wy g e @) ,
=In = = In E(e”M@néi)), (4.45)
2. Wit
7=1

rjge MaTeMaTU4eCKoe OXKUIaHIe pacCMaTPUBAECTCS OTHOCUTEILHO pac-
IIpeJieJICHUs] BePOATHOCTEI:
Wi,t—1

N
> Wjt-1
j=1

* —_—
Wit—1 = )
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i=1, ..., N.

[Tpumenum mepasencTBo Xedyuura (4.58), dbopMyaupoBka u J10-
Ka3aTeIbCTBO KOTOPOro TMpPHUBEIEHbI B pasmaene 4.7. B sToMm Hepapen-
crBe nojaraeM a = (0, b = 1, cayuaiinas Besmumaa X TPUHAMAET
sHauenue \(wt, £§) ¢ BEPOSTHOCTDHIO w;y_q. Vcnosb3yem Tak ke BbILyK-
J0cTh DYHKIWH TT0Tephb A(w, 7y) M0 BTOpoMy aprymeHTy. B pesysibrare
MIOJIyJaeM CJICIYIOIINe HePABEHCTBA:

N
wi— 1\ (wy, &
W, 2 Wi (we, &) n?
In <7 + = <
Wi_1 N 8
> Wyt-1
j=1
N .
Z wz‘,t—léz 772
i=1 _
S |w, —— | + i
> Wjt—1
j=1
02
= —77>\(Wt, 725) + §7 (446)
rue 7 — HPOTHO3 10 AJrOPUTMY SKCIOHEHIUMAILHOTO CMEITMBAHMUS
(4.40).
Orcroma, cymmupyst (4.46) mo t =1, ..., T, nosydnm
T
W Wi n?
In — = | < —nL —T. 4.47
HWO ZnWt—l 77T+8 ( )

=1

Ucnonb3yst HUKHIOO O1eHKY (4.44) u BepXHIOO oneHKy (4.47), nosy-
qUM

. InN 7
Lt < in Lh+—+-T. 4.48
TS P (48)
Teopema, jiokazana. A\
Hanomunm, uro tupu 7 = /81n N/T BepxHsist OlleHKa nMeeT BUI:

A/ %T In N. OueBuiHbIi HEJOCTATOK IIPU BHIOOPE TIAPAMETPA. 1) 3aKJIO-

qaeTcs B TOM, 9TO JJisi €ro BbIOOpa Haa0 PpUKCUpOBATH BeauduHy 1'
— FOPU30HT, JI0 KOTOPOTO JejlaeTcs IIpeJICKa3aHue.
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3HaunTeIbHO OOJiee JIydInasi OIEHKa, OCHOBAHHAS HA HCIIOJIB30-
BaHMH IEPEMEHHOI0 IapaMerpa o0ydYeHUs, IPUBEIEHA B CJIEILYIOIIEM
pazmere.

4.5. AaropuT™M 3KCIIOHEHIMAJIBHOTO B3BEIINBa-
HUS C TIepEeMEHHBIM MapaMeTpPoOM O0y4deHU’st

Paccmorpum TexHuuecku 60jiee CI0KHYIO KOHCTPYKITHIO AJrOPUTMA
IKCIIOHEHIIUAJILHOI'O B3BEIIMBaHUA C IIEPEMEHHBIM IIapaMeTpPOM O6y—
JeHus, npeioxkennyo Anekceem YeprosbiM [13]|. B ormane ot Bep-
CHU ITOTO aJI'OPUTMA, IIPEICTaBIeHHON B pasnese 4.4, HaM He HAJO
3HATH rOpU30HT Iporuo3upoBanus 1. OneHka perpera ajropuTMa sib-
JIIETCA PABHOMEPHON OTHOCUTEJHHO 1.

Haiee, Lfr — CyMMapHBIe IOTEPH ¢-T'0 IKCIEPTa 3a HepBble 1’ 1ma-
roB, L — cymmapabie motepu Cmamucmuka.

MHuozkecTBo 3kcnepToB Koneuno: © = {1, ..., N}, MHOXKeCTBO
poruao3os I — BeImyKJIOe MOJAMHOXKECTBO R", a byHKIHS MOTEPHh
Aw, y) sABJISIETCST BBILYKJION 110 IIPOIHOZY 7.

Moaudunupyem aaropuT™ SKCIOHEHITHAIBHOTO B3BEITUBAHUS — B
KavJeCTBE BECOB HKCIIEPTOB OepeM BeTUIHMHBI

—m LT
W1 =e M,

t=1, ..., N,rtme L;_; — cymMapHble IOTEPH I-I'0 SKCIIEPTa Ha Iarax
or 1 ot —1,n >0 — nepemerHbIil napaMerp 00y JIeHUS.

B sToM cityvuae MOKHO T0OUTHCsT PABHOMEPHOM I10 IIIaraM BepxHei
OIIEHKU OINMMOKN 00yYIeHMUsI.

Teopema 4.7. Jlrsa 210600 nocacdo8aMeENDHOCTNU NOAOAHCUTIEALHBLT
BEULECTNBEHHBLT HUCEA 1] = 12 = ..., 044 M006T wi,wy... € ) u
COOMBEMCMBYIOULUT NPOZHO30E IKCTEPTOB, PELPEM, AN20PUMMA IKC-
NOHEHUUANDHO20 B3BEULUBAHUA C NEPEMEHHBIM NAPAMEMPOM 00YUe-
HUA 1 YJoBAEMBOPAET HEPABEHCMEY

Ly — min Ly <——+=) (4.49)
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ona ecex T.

B wacmmocmu, oas n = 4/ 41‘;N, t=1,...,T, evnosreno

Ly — min LY <VTInN.

Zoxasameavcmeo. Ha mare t Cmamucmuk BEIYUCTISIET CBOE TIPEI-
N ; — i
ckazammue 110 opmyie py = » ;- Lwi—1 /Wi, tie w1 = e meli
N
uWi1 =), =1 Wji—1. W3 BbinykocTr GyHKIMU A [0 BTOPOMY ap-
TYMEHTY IIOJIy9aeM

)\ wtapt Z MZ/; ! wtagt)

i=1

[Ipumensiem HepaBeHCTBO XedIUHTA U TOJIYIAEM

N
_ Wi t—1 i . .
o M PO Wy Mwndi) > § Wit—1 e~ MAwe.E)—nF /8

1 Wt—l
[lepemnuiiem 5T0 HEPABEHCTBO B BUIE
N
e_ntA(Wt,Pt) > Z u‘/}‘;tt 11 —?7t>\(wt7§%)—77§/8 ) (4'50)

i=1
BBG,ZLGM BCIIOMOraTeJbHbIe BEJIMYMHBI

Sit—1 = e~ MLt (L= 5 D )

n 3aME€THM, 9TO

n
1 t

. =(s; -1
Wi w(sit-1) : (4.51)

Nt
W1 z;\le %(Sj,t—l)m’l

JlokaxkeM, 9To Z =1 NSJ + < 1 MmaremaTudeckoit muAyKImed 1o t.
IIpu t = 0 10 yTBep}K,ZLeHI/Ie BBLIIIOJTHEHO, TaK KakK S;0 = 1 JIg Bcex

1. JomycTnMm, 910 ZJ 1 Ns]t 1 < 1. Torna

¢
Nt—1

Al
Z i1 <1, (4.52)

AR
Zﬁsjt 1

J=1
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Tak Kak QYHKIUS  +— =% BOrayTrasg u MoHOTOHHAs 1o = = 0
ua € [0,1] u tak xkaxk 0 < 1 < m—1. Ucnonbsys (4.52) B Ka-
YecTBe TPaHMIBl 3HAMeHaTels u3 npasoil dactu (4.51), mosydmm

e
Wit—1/Wi—1 = (8it—1) "1 /N. Kombunupyst sro ¢ (4.50), mosyamm

1

It iy _2
e—ﬂtk(’pt,yt) > N(Suil)nt,l e—ﬂtk(wuft) Un /8.

NE

i=1
3amerum, 9TO

e

_ ) 2
Sit = (Sig_1) -1 e MA@LE)FMAWP) /8

N 1.
Orciona nosmyunm Y 5y sje < 1.
Tak Kak JijIst IPOM3BOJIBHBIX ¢ ¥ 1’ BBIIIOJIHEHO

1 Mo
ST < Z N T <1,
J=1
TOJTy TaeM

T
—nrLy +nr | Lr — éz??t <InN,
t=1
orcroga caexyer (4.49). A
Opmnaa u3 3amaa u3 paszgena 4.10 yrBepxkgaeT, 9To oneHka Lp —
min—1.. N LiT < VT In N Teopembr 4.7 uMeeT MeCTO TakxKe W JJIs
anroputma Hedge(/3;) onTUMaIbHOTO pacupeie/ieHust IOTePh C mepe-

- /41In N
MEeHHBIM HapameTpom obydenus (B = e, e ny =/ =5~

4.6. PanmoMu3npoBaHHbIe TPOTHO3bI

3a/1aHbl MHOXKECTBA, UCXOA0B {2 1 MHOXKecTBO poruosos I'. VMeercs
N »skcnepros. 3ajana Hekoropasi GyHKIms 10Teph A(w,y). B aTom
paziesie Mbl He TpeJIIojaraeM, 4YTo (PyHKIUS MOTEPh BBIIYKJAs 110
BTOPOMY apTyMeHTY.

HanoMmHaMM pOTOKOJI TeTEPMUHUPOBAHHON UT'PBI C IPEICKA3AHUSI-
MU C MCITOJIb30BAHUEM IKCIIEPTHBIX TPOTHO30B — CM. puc. 4.6. Kaxkmbrit
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IIycrs Lo = 0, Lf):(),izl, ..., N.

FORt=1,2,...

Oxenepm i anoncupyer mporuos: & € T, i=1,..., N.

Cmamucmux aHOHCHpYeT Iporuos: vy € I

IIpupoda anorcupyer ucxo: wy € 1.

DKcnepm ¢ BBIYUCISIET CBOM CyMMapHBIe TIOTepr Ha mare ¢t urpbl: Ly =
L Mwn &), e i =1,..., N.

Cmamucmuk BEIMHICJISIET CBOM CyMMAapHBIE ITOTEPU Ha Iare ¢ Urphl:

Ly = L1+ Mwt, 7).

ENDFOR

Puc. 4.6: IIpoToKoJ UTPEI ¢ AIeTEPMIHUPOBAHHBIMHA ITPEICKA3AHISIMU

UTPOK MOXKET IIPU ONPEJIEJIEHUN CBOETO JEHCTBUS UCIIOJIB30BATH BCIO
uHMOPMAINIO, KOTOpast U3BECTHA K HAYAJIy €ro Xoja.
[Hotepu Cmamucmuka wa marax t =1, ..., T paBHDBI

T
L= Mwim).

t=1

[Torepu 3xcmepra ¢ Ha marax t = 1, ..., 1" paBHBI

T
,LT:Z wt;ft

ITpumep. IIpusesem mpumep, KOTOPBIH MOKA3BIBAET, YTO B HEKO-
TOPBIX UI'PaX C HEBBIILYKJION 10 IPOrHo3y dbyHKImed morepb A(w,y)
JIIO60H METO/T TETEPMUHUPOBAHHBIX TTPEJICKA3AHUN UMEeET HeJI0MyCTH-
MO OO0JIBIITYIO OMUOKY, KOTOpasi PACTET JUHEHHO C POCTOM JJINHbI 116~
PHOJIa TIPEICKAZAHUSI.

Paccmorpum ripoctyio urpy ¢ aBywMms skcrepramu 1 u 2. [Ipocrpan-
CTBa MCXOJOB 1 IpOoruo3os cosmagaor: ) = I' = [1,2]. [lorepu npu
IIPEJICKA3aHUH Y U UCXOJe w PaBHBL A(w,7y) = 1,2, — XapakTepn-
cruveckas dbyHkms MEHOKecTBa {(W,7) v # w}.

Jlerko mpoeepuTh, YTO 3Ta (PYHKIWMS TOTEPh HE SIBJSIETCS BbI-
MYKJION MO TMPOTHO3Y. 3aMEeTUM, UTO It JTIOOO0H MOCIEeT0BATEIHHO-
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¢t Iporao3o8 Cmamucmuka y1,Y2, ... CYIIECTBYET TaKas MOCJIEI0-
BATEJIBHOCTh UCXOJOB Wi, w3, ..., 9T0 norepu Cmamucmurae MaKkcu-
MaJbHbl, T.e. L7 = T nns Becex 1. HeiictBurenbuo, [Ipupoda Mmoxker
OlNpeesuTh JJid BcexX t = 1,2, ...

2, ecmm v =1,
Wt =
1 B mpoTuBHOM city4ae.

PaccmoTpum 1ByX 9KCIIEPTOB, OJIMH U3 KOTOPBIX — KCIepT 1, Beerya
1IpeJICKa3bIBaeT ftl =1, a Ipyroii — 3KCIEepPT 2, BCerJia MpeICKa3biBaeT
& =21t=1,2, .... Ilycrs L — morepn i-ro sxcrepTa, i = 1, 2.

Samernm, uro Cmamucmuk IIPU IIPOTHO3e Yy = 1 MPOCTO CJIeIyeT
peIeHunio SKcIepTa 1, a Iph MPOTHO3E Y = 2 — CJAeyeT PeIIeHnuo
JKCIIEpTa 2.

Jlerko BujeTh, 4TO, TAK KaK IS II0CJIE/I0BATEBHOCTUA UCXOJOB
Wi, w2, ..., Wpr YUCJIO E€IWHUI] WA YUCJIO JIBOEK OYIyT He OOJIbIe
gem T'/2, y ogHOrO U3 3KCIeproB norepu OyayT He Gosee yem T'/2.
[TosTomy min;—1 2 Lfé < T/2 nnst Beex T

Taxwmm 06pazoM, J11st JTFO0I IToC/Ie10BaTEIBHOCTH IIPOrHO308 Cma-
mucmuke “‘alanTUBHO BpaxkiaedHas I[Ipupoda MOXKeT IpPeIOCTABUTH
[IOCJIETIOBATEIBHOCTD W1, W3, ... TaKyi, 9TO

Ly — min L > T/2
i=1,2

it Beex 1.

[IpuBeneHHbBIl TPUMED ITOKA3BIBAET, UTO JJIsI HEKOTOPBIX HEBBI-
nyKJbIX DYHKIUAX 10Tepb [Ipupoda MOXKET BbIIABATH IOCJIEI0BA-
TEeJIbHOCTh MCXOJI0B TaK, YTO IMPHU JIFOOBIX JETEPMUHUPOBAHHBIX Ieii-
creusix Cmamucmuka ero perper > T'/2 3a jro60it mepuos, urper 1.

Jannyto npobiemy Cmamucmuk MOXKET IPEOIOJIETh C MOMOIIBIO
pPaHJIOMU3AIMHI [IPOrHO30B. TO4YHee NPOrHO3aMu OYIAyT CMeNIaHHbIE
CcTpaTeruu — pacupeesieHnst BEpOsSITHOCTEN Ha MHOXKECTBE BCEX JIeTep-
MUHUPOBAHHBIX ITPOTHO30B. BMmecTo dbyukmmu moreps OyaeT paccmar-
PUBATBCS €e MaTeMaTUIeCKOe OXKUIAHNE, K KOTOPOMY MBI TPUMEHUM
pe3yabTaThl pazjena 4.2.

[TycTeb Teneps Ha Kaxk oM miare t urpsl Cmamucmuk BeIIIAET IPO-
HO3 B BHJE CMEIIaHHOW CTPATErny — PaclpeesieHns BEPOsITHOCTEN
Pt = {p1t, ..., DN+} Ha MHOXKecTBe KcepTos {1, ..., N}.
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IIycrs Lo = 0, Lf):(),izl, ..., N.

FORt=1,2, ...

Oxenepm i anoncupyer pornos: £ € T, i=1, ..., N.
Cmamucmuk AHOHCHUDYET pacipe/iesieHre BEPOATHOCTEI:
Pit, ---, PNt Ha MHOXKecTBe 3Kcrepros {1, ..., N}.

Ilpupoda aHoHCHUpYyeT HCXOM;: wy € (2.

T'enepamop cayuatinoir wuces anoncupyetr skcnepra: iy € {1, ..., N}

C BEPOSATHOCTBIO Pj .
IKenepm ¢ BEITUC/ISIET CBOU CYMMAapHBIE [TOTE€PU Ha I1are ¢ Urphbl:

;L,; = i—l + A(wtvgz)v

rnet =1, ..., N.
Cmamucmuk BbIYUCIISET CBOU CYMMAapHbIE IIOTEPU Ha I1are ¢ Urpbl:

Ly = L1 + Mwy, Zt)

ENDFOR

Puc. 4.7: TIpoToKo/1 Urpbl C paHIOMU3UPOBAHHBIMYU ITPEICKAZAHUSIMU

IIpoTokon panmOMU3WPOBAHHON UT'PHI MIpeicTaBaeH Ha puc. 4.7.

MpbI BBOIMM B IIPOTOKOJI €IIle OJIHOIO UTr'poKa — [enepamopa cay-
YATUHBLT YUCEA, KOTOPBIA OYJIET TeHEPUPOBATH HOMED IKCIIEPTA U3 MHO-
xkecrsa {1, ..., N} cornacho 3aganaomy Cmamucmukom pacupejie-
JIEHUIO BeposTHocTell. [Ipupoda MOXKET UCIOJIb30BATH 3TO Pacipee-
JIEHWE BEPOATHOCTEN, HO HE MOXKET WUCIIOJIb30BATH HOMED IKCIEPTA,
BBIOPAHHOI'O COTJIACHO 3TOMY pacipejeienuio. 1losroMmy Mbl noMerna-
eM B IPOTOKOJIe X0, [enepamopa cayuatinbix wuces mocse xomna Ilpu-
POt

T'enepamop cayuatinoix wuces OTHOCUTEIBHO TPOU3BOJIBHOIO PAaC-
[IPeJIeJICHIST BEPOSTHOCTEH MOXKHO PEaJit30BaTh HA OCHOBE IeHepaTo-
pa paBHOMEDPHO PACIIPE/IEJIEHHBIX CJyYalHBIX YUCEJT CJIEJYIOIIM 00-
pazoMm. BBomuwm ciyuaitabie nmepemenubie [y, Tak uTo [y = ¢ Torma u
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TOJIBKO TOT/Ia, KOTJIa

1—1 7
E pj,tv E pj,t )
J=1 Jj=1

rre BeamiauHbl Uy, Us, ... — He3aBUCUMBIE PABHOMEPHO pacHpeeseH-
Hble B IUHUYHOM OTPE3Ke CJaydailHble Beauuunbl. VI3 omnpejesienus
caenyer, aro P{I; = i} = p;; s Beex t.

B rakoii urpe norepu Cmamucmuka A(wy, {tlt) SABJIAIOTCS CIIydaii-
Hoit BesmanHOM. B 5TOM ciydae KadecTBO mpesckazanus Cmamucmu-
K0 U3MEPAETCS TaK2Ke CIIydYalHON BeJIMYNHON — CiydaliHbIM perpeToM:

1=

T
Ly — Z'_1{1111 L = Z)\ (wy, €M) — IBID,N;)\(%’ﬁ) (4.53)

PaccMoTpuM mOCTaHOBKY, [P KOTOPOI 1esibio Cmamucmuka siB-
JISIETCsT MUHUMU3AIUS MaTEeMaTHIeCKOro oyKuianus perpera (4.53):

E(Ly - min Ly) =

5

T

I
N

t

1

I
Mﬂ

N T
Z)\ wt,Et Dit — i T?.?N;A(wt,ﬁf). (4.54)

1 i=1

-
Il

Bynem BuIUuc/IaTh pacupeiesieHne BepPOsSTHOCTEH Ha MHOYXKECTBE DKC-

[epTOB C TOMOIIBIO cooTHoIenuii (4.4) u3 pasmena 4.2. Ha mare ¢
OIIPEJIETTUM

t

s=1
Dit = 75 —> (4.55)

gE

1

y

3
S

e IL = MNws, &) mpui=1,..., N,0< < 1.
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AsropuT™ BBIYHUCICHUS BEPOSTHOCTHBIX cTpaTeruii (4.55) Oyaer
Ha3BbIBATHCS GEPOATIHOCTIVHIM AA20PUMMOM IKCNOHEHUUAALHO20 B36E-
WUBAHUS.

N3 semmbr 4.2 cienyer

Teopema 4.8. [lycmv LT — cayuatinvie KYMYLAMUSHIE NOMEPY Qh-
eopumma Hedge(B) sa T wazose npu = g(T/InN), 2de g(z) =
(1 4+ /2/x)~Y. Tozda Odnsn mobwix nocaedosamenvrocmeti ucrodos
U MPOZHO306 IKCNEPINOS UMEETN MECTMO OUEHKA MAMEMAMUNECKO20
0XCUOAHUA CAYUATHHLT NOMEPL BEPOAMHOCTNHOZ0 AA20OPUMMA IKCNO-
HEHUUANDHOR0 636EUUBAHUSL

E(Lt) <min Ly + V2T In N +In N. (4.56)
(2

Hastee, aHAJIOIMIHO TOMY KaK ObLJIO TI0JIy4€HO yTBepxKIenue (4.31),
citenctBus 4.1 MBI JIOKaXKeM CJIeJIyIOIne JIBa CJIEJCTBUS.

Craencrue 4.2. [lycemv 0 < § < 1. Tozda das a060h nocaedosa-
MEABHOCTU UCTO008 W1, - . . ,WT U A060T NOCACIOBAMEABHOCTU NPO-
enosos akcnepmos &, ...,&p, 1 < @ < N, ¢ sepoamnocmvio 1 — 6

GHINONHENO HEPAGEHCMEO
T
. i
 min g Mwe, &) <
e

T
Z A(("-)t') gtlt) - i
t=1

< \/2TlnN+lnN+\/%Tln%.

Zloxazameavcmeo. It mokaszaTeabCTBa 3TOIO YTBEPXKIACHUS Mbl
HCIIOIB3YyeM BapuaHT HepaseHcTBO UeproBa (4.60) u3 ciemcrsust 4.5.

N3 HezaBHCHMOCTHU IOC/IENOBATEILHBIX PAHJIOMU3AIUN CJIEIYET,
9TO C/IyvaiiHble BETMIHHBI

X = )‘(wtv tIt) - E()‘<wt7 tIt)>

T
ABJIAIOTCH He3aBUCUMBIMU. ° IloaroMy s ux cymm St = > X, BbI-
t=1

33 1ech MBI TaKIKe KaK U TIPY JOKA3ATEIHCTBE TEOPEMBI 4.5 Iyl IIPOCTOTEI Ipe/i-
nojaraeM, 4To IPOTHO3bI ff SKCIIEPTOB U UCXOABl Wy IPUPOABI Ha KaxKJOM IIare
t He 3aBHCAT OT HOMEDPOB IKCIIEPTOB [y, BHIODAHHBIX I'€HEPATOPOM CJIyYaiHBIX
umcesT Ha marax t < t (HO MOTYT 3aBHCETH OT paHee BLIOGPAHHLIX CTATHCTHKOM
PACIIpeIeTIEHUH BEPOATHOCTEH ).
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IIOJTHEHO HEPAaBEHCTBO

2
P{Sr > ¢} < 6_27,

rie ¢ — MPOU3BOJIBHOE IOJIOXKHUTEIbHOe umcyo. OTcioma Jjisd Ipous3-
BOJIBHOI'O 0 > () BBIIOJIHEHO HEPABEHCTBO

/1 1
— — > <o.
P ST> 2Tln5 <6

VTBepKIACHUE CJACIACTBUS TEHEPDb IPAMO CJIEIyeT U3 3TOIO0 HEPABEH-
crBa u HepaseHcTs (4.54) u (4.56). A

[Iycte B urpe Ha upeicKka3aHus C HCIOJIb30BAHUEM 3SKCIIEPTOB
1 =1,..., N HeKOTOpHBIii TIpeacKa3aTeb BbIIAET PAHIOMU3NPOBAH-
HBIe TIPOTHOBHI €1, &2, . . ., & i-if SKCIePT BhLIAeT MporHosel &1, &L ...
riei=1,...,N.

[IpejickazaTesb HA3BIBAETCS COCMOAMEALHOIM 10 XAHHAHY, €CTIN
JIIsT JIIOOOH TIOCIeIOBATEIBHOCTH UCXOJIOB U JJIsi JIIODOH MmocjenoBa-
TEJILHOCTH IIPOTI'HO30B 9KCIIEPTOB IIOYTH BCIOJIY BBIIIOJIHEHO

T—o0 ?

T T

: 1 . i

hmsupf E Mws, &) — _min E Mwe, &) | <0. (4.57)
t=1 T =1

Crenytoree CIeICTBAE JOKA3BIBAETCS TOTHO TaKXKe KaK yTBEp-
xkuenne (4.31) caencrBust 4.1, pu 9TOM HEOOXOMMO HCIIOJIb30BATH
Bepcuio anropurma Hedge(ft) ¢ mepeMeHHbIM apaMeTpoM 00y deHuUsT
(em. 3amatty 8 u3 pasgena 4.10).

CunencrBue 4.3. Bepoamnocmuvili aa20pumm KCNOHEHUUAALHOZ0
8368EWUBAHUA C NEPEMEHHBIM NADAMEMPOM ODYUEHUA ABAAELMCH CO-
CMOAMENLHBM N0 XAHHAHY.

[TosicauM, KaK COOTHOCUTCS IPUMEpP, IPUBEIEHHBIN B HATAJIE 9TO-
ro pasgueia, co ciaeacrsueM 4.3. B mpumepe Cmamucmuk npu mpo-
raose ¢ = 1 Ha mare ¢ mpocTO CleyeT PENIeHuIo dKCIepTa iy = 1,
a IpU IPOTHO3E Yy = 2 - CJemyeT pereHuio sKkcrnepra iy = 2. [lomy-
qaeM OECKOHEYHYIO TPACKTOPHUIO BBHIOMPAEMBIX SKCIIEPTOB: i1, 19,
[Ipu paHIOMU3MPOBAHHOM BBIOOpPE IKCIIEPTOB BEPOSITHOCTH BHIOPATD
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9Ty TPaEKTOPHUIO, a TaKzKe JII00YIO APYTyio, Ha KOTOPOil HapymraeTcs
ycsosue (4.57), pasua 0.

Cpasuenue ¢ TeopeMoii 4.2 IIOKa3bIBAET, YTO PAHIOMU3IUPOBAHHbIM
AJITOPUTM, IIPUMEHEHHBIH K IpPOCTOil (pyHKIIMU IIOTEPH, MMEET IIPU-
MepHO (B 3aBUCHMOCTHU OT BbIGOpa apaMeTpa [3) B JIBa Pa3a MEHBIILY IO
OIIEHKY OINMMOKM, YeM JeTePMUHUPOBAHHBIA aJTOPUTM B3BEIIEHHOIO
bosbmuacTBa WMA.

4.7. HeKOTOpre 3aMevdaTe/IbHbI€ HepaBEHCTBa

[IpuBesem HECKOJILKO 3aMeYaTesIbHBIX HEPABEHCTB, KOTOPbIE HEO/HO-
KPAaTHO UCIOJIb3YIOTCS B JOKA3aTeIbCTBaxX TeopeM. OCHOBHBIM TaKUM
HEPABEHCTBOM OyIeT HepaBeHCTBO XedauHra.

Jlemma 4.5. Iycemo X — caywatinaa seauvura u a < X < b. Toeda
0N MPOU3BOALHO20 S € R

52(b — a)?

In E(e*X) < sE(X) + 3

(4.58)
ﬂonasame/bbcmeao. TaK KaK
In E(e*X) = sE(X) + In E(e5X~EX)),

JIOCTATOYHO JIOKA3aTh, 4TO [ylst JIIOOOH cirydaiinoil Besmauner X c
E(X)=0,a< X <D, 6yger

E(esX) < 682(17—(1)2/8.
s BBIITYKJIOCTU 9KCIIOHEHTHBI TMEEM

r—a b—x
ST sb 59

“bh—a b—a

npu a < x < b.

Ob6osnasanmm p = —3%. Tak xak E(X) = 0, To npumMenHss MaTe-
MaTHYeCKOe OKHUAaHue K 06erM 9acTsIM 9TOI'O HEPABEHCTBA, IOJLY IUM
mpu x = X :

a b

sb sa
ey s =
b—a b—a
= (1 — p+ pes0=D)ePslb=a) — glu),

E(BSX) <
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e u = s(b—a), p(u) = —pu+In(1 — p + pe").
[Tpoussomnast p(u) Mo u paBHA

=y P
A e e
Nneem ¢(0) = ¢'(0) = 0. Kpome Toro,
_ —u
H(U) — p(]' p)e < 1

(p+(1—ple)? =4
HeiictrBuresnbro, obosnadum ¢ = (1 — p)e . Torga Hajo jo0Ka3aTh
HEpaBEeHCTBO ﬁ < i, KoTopoe crreayer u3 (p — q)% > 0.
ITo dopmyste Teitopa st HekoToporo 6 € [0, u] morydaem

u? u?  s%(b—a)?
p(u) = 9(0) +u'(0) + S ¢"(0) S 5 = ——5——

Tak Kak u = (b — a). Jlemma gokazana. A
PaccMoTprM HECKOIBKO CIIE/ICTBHN, PA3bICHAIONINX 3HAYCHNE 3TO-
r0 HEPABEHCTBA.

Cnencreue 4.4. [lycmo X - cayualinas GeAuMUHG MAKAA, “4IMO
Pla< X <b}=1, ¢>0. Toeda

24:2

P{|X — BE(X)| > ¢} < 2¢ ®o?, (4.59)

AHoxazamensvcmeo. IIpeBapuTebHO HATOMHNM HepaBeHCTBO Map-
koBa. Ilycrs X — ciyuaitnasa Besmmuuna, X 2> 0. 13

B(X) = / XdP > / XdP > cP{X > ¢}
{X>c}

caenyer, aro P{X > ¢} < E(X)/c.
Hcnonb3yst 910 HepaBeHCTBO U HepaBeHCTBO (4.58), mosyunm

52 (bfa)2
8

P{X — E(X) > ¢} = P{es(XBX)) 5 ges) ¢ gmost

Jutst Beex s > 0. Haxopmm munnMyMm npasoit wactu 1o s. O joctu-
raercs ipu s = 4c/(b — a)?. Orciona oy Taem
2c2

P{X - E(X)>c}<e -7,
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AHajoruvuHo mosrydaem

2c2

P{X —E(X)< —c} <e ®-072,
OKOHYATEJILHO TIOJIyIaeM

2c2

P{|IX — B(X)| > ¢} < 2 @7,

A

BoJtee u3BeCTHBIM SIBJISIETCSI CJIEIYIONIEE CJIEJICTBUAE U3 ITOM JIEM-
MbI — HepaBencTBo Yepnosa. 4
Caencreue 4.5. Ilycmv X1, Xo, ... — nocaedosamesvrocms He3a-

BUCUMBLT CAYHATHOLT GEAUNUN, TMAKUT, Mo npu ecex i = 1,2,
sunoaneno P{a; < X < b;} = 1. Tozda dan abo2o € > 0

n n
2¢2
P ZXZ-—EZX¢>6 <exp | -, (4.60)
i=1 i=1 S (b — a;)?

i=1

a marwatce

PINV X -EY Xi<—cp<exp| -
i=1 i=1 S (b — a;)?
i=1
Joxazamenvemeo. JlokazaTebCTBO aHAJIOIMYIHO JIOKA3ATEIbCTBY
caencreust 4.4. VI3 nepasencrsa Mapkosa n Hepasercrsa (4.58) 110-

4 Ilst ymoberBa mHONIA MCIOIBb3yeM ofo3HaueHme exp(z) = e”.
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JydaeM

s
7
s
|
&
s
v
7

B (oo 3506 - Bx)) )

i=1
exp(se)

= <
exp(es)
L SQ(bi—CLi)
flom (22520)
= <
exp(es)
n
s> > (bi — a;)?
<exp | —es+ —=L S <
2¢2

<exp | -

n

> (bi — a;)?

=1
[Ipu npexoze oT BTOPOI CTPOKU K TPETHEHl MbI UCIOJIb30BaJIN HE3a-
BUCHMOCTB CJIyJaiiHbIX BeqnduH X1, Xo,

[Tpu nepexojie oT mpeIocieiHell CTPOKU K TIOCJIeIHe CTPOKE Mbl
HCIIOJIH30BAJIN MUHUMUBAIIMIO 110 §. BTOpOe HEPaBEeHCTBO IOJIyYaeTCs
AHAJIOTUYIHBIM 00pazoM. A

N3 sToro ciaeacTBust MOXKHO MOJIYYUTH OIIEHKY CKOPOCTH CXOJUMO-
CTU JIJIsi 3aKOHA OOJIBIIUX THCEJI.

Cnencrsue 4.6. [Iycmo X1, Xo, ... — nocaedosamenvrocmv nesa-
BUCUMDIT CAYHATUHBLT BEAUNUH MAKUT, MO npu ecex i = 1,2,
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swinoanerno P{a; < X < b;} = 1. Toeda daa mobozo € > 0

1 — 2n2e?
P —Z(Xi—E(Xi)) >ep<2exp | -5

i3 > (b — ai)?

i=1
Ecav a; =0, b; =1 das scex i, mo

n

P %Z(Xz — BE(X;))| > €p < 2exp (—2né?) . (4.61)
i=1
[TocemoBaTenbHOCTD Citydaiiubix Bequand Vi, Vo, ... Ha3bIBaeTCs
MapTHHTAJI-PA3HOCTHIO OTHOCUTEIHHO IMOCIEIOBATEILHOCTH CJIydaii-
HBIX Besmmaud X1, Xo, ..., ecian i Jjioboro ¢ > 1 Besmauna V; ecThb
dbyukmusa or X1, ..., X; n

E(Viq1| Xy, ..., X3) =0

¢ BepositHoCcThIO 1. Crefyroree HEPABEHCTBO HA3BIBACTCS HEPABEH-
ctBoM XedauHra—A 13y MbI.

Jlemma 4.6. Ilycmo Vi, Vs, ... — mapmuneas-pa3dnocmsd 0mHuocu-
MENBHO NOCACIOBAMEALHOCTIU CAYHATHDIL eaudur X1, Xo, ..., KpO-
me amozo, Vi € [A;, A; +¢i] das nexomopoti cayuatinot eeauvuno, A;,
usmepumoti ommuocumensvro X1, ..., X;_ 1, u nexkomopot nocaedosa-
n
MEALHOCIU NOAOHCUMENLHUT Koncmanm ¢;. Ecau S, = > Vi, mo

i=1
ona a0boz0 s > 0

e < 79 =
Lloxazamenvcmeo. meem
E(e®n) = E(e*" 1 E(e*V" | X1, ..., Xn 1)) <
< E(essn,les%%/s) _
= 5 /B p(e55n 1), (4.62)

31ech Ipu 1epexo/ie OT IEePBO CIPOKK KO BTOPOii ObLIa UCIOIb30BaHA
aemMa 4.5.
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PesysbraT jleMMBbI TIOJTy 9aeTest Iy TeM UTepalinn HepaBeHcTsa, (4.62).
A

Crenyroliee CIeJICTBHE JOKA3BIBAETCSI AHAJIOTUIHO CJIEACTBUIO 4.4.

CanencrBue 4.7. [lycmv Vi, Vo, ... — mapmuneaa-pasnocms om-
HOCUMEALHO NOCAECD0BAMEALHOCTNY CAYHATUHUT seaunur X1, Xo, ...,
kpome amozo, Vi € [A;, A; + ¢i] daa nexomopoti caywatinot eeauvumol
A;, usmepumoti ommocumenrvro X1, ..., X;_1, u Hexomopot nocae-

n
d08aAMEALHOCTU NOAOACUMEALHUT KoHcmanm ¢;. Ecau S, = > Vi,

i=1
mo das arbozo n > 0

P{|S,| > c} <2exp | ——
>

i=1
Zloxazameavcmeo. Vcnosib3yeM HepaBeHCTBO MapKoBa
P{X >c} <E(X)/c

u HepaseHcTBo (4.58). Tlosydnm Jiyist TPOU3BOILHOTO N1

n
s° 3¢
P{S, > c} = P{e*" > ¢} <exp | —cs + %

JJIs BCEX S. HaXO,ILI/IM MWHUMYM HpaBOfI gacTa 110 s. On JOCTUT'aCTCA

n
npu s = 4e/ Y ¢2. Orcrona norysaem
i=1

202
n

P{S, >c} <exp| —

(4.63)

AHnajioruvuHo mostydaem

P{S, < —c} <exp | —
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OKOHYATETBLHO MOTYIaeM

2¢2
n

>
i=1

P{|Sn| > c} < 2exp | -

Ciuencreue 4.8. B ycaosusx caedemeus 4.7, ede x momy orce ¢; = 1
ONAL BCEX T, NOAYHAEM

2

1
P {ysny > c} < 2e7 20, (4.64)
n

Tak Kak psiJi SKCHOHEHT B IpaBoii yactu HepaBeHcTBa (4.64) cxo-
auTcst, o jiemMe Bopens—KanTenmn moryanm

CaencrBue 4.9. B ycaosuazr caedcmsus 4.7, 2de x momy oice 6vi-
noanerno By < ¢; < Bg 0af 6cex i, 04 HEKOMOPLIL NOAOHCUMEND-
Houx Koncmanm B, By noayuaem ycusennuiil Mapmun2asoivil 3aKom
boAvLUWUT wucen:

Plim 22 —ol 21 (4.65)

n—oo N

4.8. YcmieHne MPOCThIX KjaaccuuKaTopoB — Oy-
CTUHT

B sTom pasjiesie paccMaTpuBaeTCss METO/T YCUJIEHHUST TTPOCTHIX KJIACCH-
bukaropos, KoTopwlil HasbBaercs oycmune (Boosting). Dror mero
OCHOBaH Ha KOMOMHHUPOBAHUN MPUMHUTHUBHBIX “‘CIa0OBIX’ KJIacCupuKa-
TopoB B onuH “‘cuibHblil’. [lox “cuioit” kimaccuduraTropa B JaHHOM
ciydae nonpasymeBaercs: 3bdEKTHBHOCTL (KadeCTBO) peIleHust 3a-
JIAYH KJIaCCH(PUKAIINN, KOTOPOE OOBITHO U3MEPSIETCS CPETHUM TUCTIOM
ormmboK KjaccupuKamym Ha 00ydaronieil BLIOOPKe.

Byzer usyuarbcs anropurm AdaBoost (o anrmuiickux c/ios “ajar-
tuBHOCTE U “‘yenstenne”), npesuioxkennbiii @poitagom u [anupe [18].
DTOT ajaropuT™M OBLI YCIIEITHO UCIOJb30BAH BO MHOIUX O0JIACTSX, B
JacTHOCTH, B 3ajade IMOMCKa JINI, Ha m3o0parkeHuwu. PaccmarpuBae-
MBIl METOJ YCUJICHUS IPOCTHIX KJIACCU(MUKATOPOB MPUMEHSIETCST BO
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MHOTHX 3a8/[a9aX U JI0 CUX TOP SIBJISIETCST OOBEKTOM MHOXKECTBA KaK
NPUKJIAIHBIX TAK ¥ TEOPETUYECKUX UCCIIETOBAHMUIA.

Anaroputrm AdaBoost. B sTom pazzgene aaropurm onTUMAILHO-
IO pacrpejiesieHust TIOTePh, U3J0KEHHbBINH B pazjeie 4.2, Oyaer mpumMe-
HEH K PEIIEHUIO 3aJa91 YCUJICHUA aJITOPUTMOB K.HaCCI/I(bI/IKaL[I/H/I.

Hamomumm 3a1a9y noctpoenust Kiaaccudukaropa. [Ipeackazaren
nosiydaer BoOOpky, S = ((x1,y1), ..., (zi,y1)), ez, € X ny; €Y.
Msbr npeamonaraem, aro Y = {0,1}, X — muoxkecTtBo. MbI Takxke
[PEJIIIoJIaraeM, uTo JIJisd BCEX i naphbl (X;, ¥;) OJIMHAKOBO U HE3ABUCUMO
pacIpeiesIeHbl COTVIACHO HEU3BECTHOMY HAM PACIIPEICTEHUIO BEPOSIT-
nocteit P ua X X Y.

Cmpozuti as20pumMM MAWUHHO020 0OYYEHUA TSI TPOU3BOIHHBIX
€,0 > 0 mpu oOydyeHUN HA JOCTATOYHO OOJIBIION CJIyUaHON BBIOOP-
ke S ¢ BeposiTHOCTBIO 1 — § BBIZAeT rumoTe3y KJaccudukanua hg,
KOTOpast uMeer ommuoOKy 0000menust He bosiee €. Kpome atoro, Bpe-
Msi pabOThI TAKOTO AJTOPUTMa JOJIKHO MOJMHOMHAILHBIM 0OpPa30M
zaBuceThb oT 1/€, 1/0 u pasmepa BBIGOPKH.

Crabviti an20pUMM MAWUNNO020 00YYeHUA TIO OTIPEJICTICHUIO TOJI-
JKeH YJIOBJIETBOPSITH TE€M Ke CBONCTBaM, 3a MCKJIIOYEHHEM TOTO, 9TO
TO K€ CaMO€ BBIMIOJTHEHO JIJI XOTs ObI OTHOTO € < % — v, ey >0 -
KOHCTAHTA.

3eck HyeT paccMaTpuBaThCA TOJBLKO 3a/a49a TOCTPOEHUsI TUIIO-
Te3bl Kinaccudukanuu hg mo obygarorieit Boioopke S. [Ipobiaema oren-
KU ee IIPeJICKA3aTeTbHOM CIIoCOOHOCTH He OyieT 00Cy K IATHCS.

[Tycrs D(i) — mpon3BOIBHOE pACIIpe/Ie/ieHne BEPOSATHOCTE! Ha MH-
Jiekcax (memenTax) Beibopku. ITo onpenesnennto D(i) > 0 jyist Beex @
n

EcrecTBeHHBII IPEMEP TAKOTO paCIpE/Ie/eHNus — PABHOMEDHOE Pac-
npejiesieHne Ha jaeMenTax Boibopku: D(i) = 1/ nist Beex .

Owubka 06ywenus Kiraccudukaropa h Ha oOyJaroIeil BIOOPKe S
OTHOCHTEJILHO pacupesesennst DD omnpe/iesisercs Kak

€= D{Z : h(l‘z) ?é yi} = Z D(Z)

i:h(zs) Ay
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B gacrroctn, npu pacupenenennn D(i) = 1/l omubka o0ytuenus: pas-
Ha JI0JIe YMCJIa HEellpaBUIbHBLIX KJIACCUPUKAIUl 06beKTOB:

e = |{i: h(xi) # yitl/l.

Hexoropbie anropurmbl KjaccudUKaIUU TO3BOJISIOT HCIOJIH30BATD
pacnpeneserre D(i) Ha s7eMeHTax 06ydalonieil BBIOOPKU B KAIECTBE
BXOZHOTI'O ITapaMeTpa. B IIPOTUBHOM CJjiydae€, MO2KHO HCIIOJIb30BaTb
PECOMILIMHT 00y JaroIieil BHIGOPKU. PecoMIIMHT 3aK/II04aeTCs B TOM,
410 MbI (POPMUPYEM HOBYIO BBIOOPKY, B KOTOPOIi KaxKiast napa (;, y;)
BeTpedaercs ¢ dactoroit D(i). st sToro, ¢ momormpio renepartopa
CJly9aifHBIX YUCesI, Mbl BHIOMPaEM 3JIEMEHTBI U3 CTapoil BLIDOPKH CO-
riacHo pacupejesernto D(7).

B sTOM pasjiesie Mbl peniaeM 9acTHbIH cirydail oOmeit 3a/1a9u — Mbl
PACCMOTPHUM METOJ YCHJIEHUSI CJIa0Or0 ajrOpuTMa KJacCupuKalun
Ha obyudatomeil Beibopke. Ha puc. 4.8 npusesen ajropurm AdaBoost
(upemroxkennstii Ppoitagom n Hlamupe [18]). Dror asropurm siBiisi-
eTcsl MEMa-aA20PUMMOM, OH TIEPECTPANBAET IIPOU3BOJILHBIN Caabblii
AJITOPUTM KJACCU(MDUKAITUN, UMEIOITUil OITUOKY 00ydIeHUs € < % -7, B
CHJIbHBI aJIrOPUTM, UMEIOIIHIi KAaK YIOHO MAJIyIO OIIHMOKY 00y JYeHust
€ (Bce ommbKN — OTHOCUTEJILHO pacipeenenus D).

[TpuBeteHHBII aJITOPUTM TIPEJICTABIIAET COOON HEKOTOPYIO BEPCUIO
aJrOpUTMa ONTUMAJILHOIO PACIpeJIeIeHUsl IOTEPh B PeskKuMe OHJIaiiH
Hedge(B) (cm. pasyen 4.2), B KOTOPOM HapaMerp [3 IMHAMUYIECKH 13-
MEeHsIeTCsI 110 TaraM ajropur™a. Kpome Toro, paccMaTpuBaercst JBOM-
CTBEHHas BEPCHsA 3TOI'O aJropurMa. B JaHHOM aJI'OPUTME BeCa IIpUu-
[UCHIBAIOTCS HE CTPATErnsiM, a djieMeHTaM BbIbopku. Tak Kak renepb
notepu Ha mare t u3MepsaioTcs Bemmannoit [f = 1— |hy(z;) —y;|, Takue
[IOTEPH PABHBI HYJIIO, €CJIU THIIOTe3a Ny HEIMPABUJIBHO KJIACCU(DUIUPY-
eT 0ObEeKT T;, U OHM MaKCUMAaJIbHBI (€JIMHUIA), €CJIU KJIACCU(hDUKAIIMS
— npaBuibHast. COOTBETCTBEHHO, BeC HEIPABUIIBHOM Kjaccudukammm
pacTeT, a BeC MPaBUJIbLHON KJIACCUMUKAIIUN YMeHbITaeTcsd. Takum ob-
pazom, anropurm AdaBoost BbljessieT mpuMepbl, Ha KOTOPBIX aJiro-
purm WeakLearn jgaer HenpasuibHble KaaccuUKAIMA U 3aCTaBJISIET
ero oby4arbCst Ha ITUX [IPUMEPaXx.

[Tpu anayiuze GyjeT CymeCTBEHHO MCIOIb30BAThCsSI CBOWCTBO CJla-
6oro aaropurma WeakLearn — mpu :060M pacipeae/ieHun Ha SJIeMeH-
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Bxog anropurma: Boibopka S = ((z1,41), ..., (x1,%)), pacupeese-

uue D na {1,...,l}, ciabuiii anropurm kiaccudukaimun WeakLearn.
OmpenesnM HavYaIbHbIE 3HAUYEHUs BecoB: wi = D(i) mmsi =1, ..., L.
FORt=1, ..., T
1) Monaraem npu i = 1, ..., 1
, wi
Pi =
J
> wy
i=1

2) BosbiBaem asnropurm WeakLearn, B kotopom D(i) = p} jyist Bcex
1 ¥ KOTOPBINl BO3BpAIAET TUIOTE3Y KIaCCUUKAIIHI fg.
3) Boruaucisiem omubky obyuenust Kiaccuduraropa hy :

!
e = pilhi(x:) —vil-
=1

4) Ionaraem B = €;/(1 — €).
5) Omnpeiesium alanTUpoOBaHHbie Beca pu ¢ = 1, ..., [

i i pl=lhe(zs) -yl
wip = wyBy .

ENDFOR

PesynbpraTr paboThbl ajropurMa: BbIJATh TMIOTE3y — WHUKA-
TOPHYIO DYHKIHIO:

h(z) = 1, ecm f(x) > %7
| 0 B OpoTHBHOM ciIyuae,

rie moporosasi GyHKINs f ONpeesisdercd B BUIe JUHEHHOH KoMOnHA-
nuu rurnore3 agropurma WeakLearn

C BecaMu
In(1/8;)
gt = T )
> In(1/84)
=d55
mput=1,..., T.

Puc. 4.8: Anropurm AdaBoost



Tax BBIOOPKHU €ro ommoOKa o0yUueHns MEHbIIe 4eM 1/2 Ha HEKOTOPYIO
[TOJIOYKUTEJILHYIO BEJIMIUHY 7.

Pesyabrar paborsr anropurma AdaBoost onernuBaercst B ciemyro-
el TeopeMe.

Teopema 4.9. [Ipednoaosicum, wmo caabvili ar20pumm Kiaccugpura-
yuu WeakLearn npu ez2o eéwsosax anrzopummom AdaBoost na wazax

t=1, ..., T evdaem 2unomesv, ¢ owubkaMu 06YUEeHUA €1, ..., €T
(ommocumenvro coomsememeyrowur pacnpedeserudl, 3a0aHHHT 6 Gek-
moprom eude Py = D, P, ..., pr). Toeda owubka obyuerua
e=D{h(z;) #yi} = Y_ D(i)
h(zi)#y;

pesyavmupyrousets 2unomesv, h, ewvidannot aszopummom AdaBoost
nocae T waz06 pabomovl, 02paHuveHa

e< 2 H €1 — ). (4.66)

Zoxaszameavcmeo. Tak ke, Kak B JlokazaTesbcTBe jeMM 4.1 u 4.2
l
)
u3 pazzesia 4.2, MbI OIEHUM CBEpPXY H CHH3Y BEJIMUUHY » | Wi 41 Vve-
i=1
€M BEPXHIOIO OIEHKY:

1 e (i) -l
Zwm—Zwtﬁ R
l

Z (1= (1 =B = |he(zs) —wil)) =

<Z wt) (1—=(1=8) —et)). (4.67)

Ucnonwsys (4.67) T pas, mosryanm

! T
S wh <J[A- @ =8)01—e)). (4.68)
=1

t=1
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3ech ObLIO MCMOJB30BAHO OIPEJIE/IEHNE OIMMMOKN OO0YUIEHUsT €; AJIro-
purma WeakLearn ua mmare ¢ :

l

! i
. w
e = pilhu(wi) —yil = > | | 1heli) — wil-
i=1 =1 3 wi’
j=1

Jlemma 4.7. Pesyavmupyrowuti kaaccuguramop h deaaem owubdxry
Ha obsexme T; moa2da U Moavko moz2da, Koz20a

T T -1/2
t=1 t=1

Loxasameavcmeo. JleficTBUTEILHO, 3TO YTBEPXK AEHUE IIPSIMO CJIe-
JyeT m3 olpeieseHust kKjaccuduraropa h B ciaydae, korma y; = 0,

—|he(xi)—yi —hi(x;
TaK KaK B TaKOM ciydae [, Ihe(@a) =il _ By t(@i) st Beex t. Ilo ompe-
JlesieHnio paBeHcTBo h(z;) = 1 MoxKeT OBITH TOTJA U TOJBKO TOLJIA,

KOT/Ia,

Zln 1/B0)he(zs) > Zln 1/8:). (4.70)

Hepagerncrso (4.70) sxBuBasienTHO HepaBeHcTBy (4.69).
[Tycrs renepn y; = 1. Torma h(x;) < y; mus Beex t. [losromy
5t—mt(m)—yi| _ Bt_(l_ht(xi))

t<T

ans Beex t. B srom ciydae s Becex 1 <

5t—|ht(l"i)—yi\ _ ﬁt—l"‘ht(xi)‘ (4.71)

Pasencrso h(z;) = 0 110 onpejie/IeHuI0 BO3MOXKHO TOJILKO [IPU

T —1/2
[157" < (Hﬁt> . (4.72)

t=1

Hepasencreo (4.72) 5KBUBaJICHTHO HEPABEHCTBY

T T 1/2
[]s1 > (H Bt> . (4.73)
t=1 t=1
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Hepagencrso (4.73) ¢ yuerom pasencrsa (4.71) SKBHBaJeHTHO Hepa-
BeHCTBY (4.69) semmbl. Jlemma jgokazana. A

Bospammasich K JJ0Ka3aTeIbCTBY TEOPEMBI, 3aMETHM, YTO 110 OIpe-
JICJICHUIO

7 1- h mz 1
Wryq = Hﬁ e (4.74)

ITo nemme 4.7 u3 (4.69) u (4.74) momygaem

!
7 7
ZU’TH Z Z Wryq 2

=1

i:h(z)#y;

T 1/2
> > D@ <Hﬁt> =
t=1

i:h(z;)#y;

T 1/2
— ¢ (H @) , (4.75)
t=1

rIe € — omubKa 00ydeHusT Pe3yaAbTUPYIONero Kiaccudukaropa h oT-
HOCHUTEJILHO pacupenenenns D.
Kombuunpyst (4.68) u (4.75), mosxyanm

L1 (1-8)1-e)
. 4.7
E 75 (4.76)

Tak Kak 3jeMeHTbl npousBejeHust (4.76) HeoTpHUIATENBHBI, MOYXKHO
MUHUMA3HPOBATE 10 ¢ KaKIbIii COMHOXKHUTEJb OTHeIbHO. IIpupas-
HUBAEM K HYJIIO IPOU3BOJHYIO 1O [y :

Cﬁﬁt<1—(1—\/ﬁﬁ%)(1—6t)> —0

u nosyuaaeM: [ = €;/(1 — ;). [Toxcrasisiem 910 BbIpazkeHue Jyist 3y B
(4.76) n noyuaaem (4.66). Teopema jokazana. A

258



Craenacraue 4.10. OQwubxa 06yuenus peaysvbmupyou,e2o KAGCCudu-
xamopa h ydosaemeopaem HepaseHcmaey

T
e =D{i:h(x;) #y;} <exp (—2273) , (4.77)
t=1

2(96615:%—%, Y >0nput=1, ..., T.
B cayuae, ko2da vy =y das ecex t, nepasencmeo (4.77) ynpowya-
emcs 0o

e < exp(—2T?). (4.78)

Jokasamenvcmeo. JeiictBurensio, B onenke (4.66) reopemsr 4.9
Ipu €; = % — v 6yzaer

2v el —e) = /1 — 472

Orcrona

6<H\/1—4%2:

t=1

T
1
= exp (Z 71— 47?)) <

t=1

T
< exp <—2 2%2> : (4.79)
t=1

Hepasencrso (4.77) mokazaHo.

Omenka (4.78) mpejcrasisier coboit OOBITHYIO 9KCIIOHEHIINATIHHO
yOBIBAIOILIYIO OLICHKY OIIMOKM O0ydYeHus THUIla HepaBeHCTBa XedIuH-
ra.

HepagencrBo (4.78) mo3BosisieT ONEHUTH YUCJIO UTepanuii ajiro-
purma AdaBoost, He0OXOIUMBIX JIJIsT JOCTHKEHUsT OIMUOKN 00y IeHUsT
< € pe3yabTupylomero Kiuaccndpukaropa b :

1 1

T>_—>5hn-.
2y €
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4.9. J/IabopaTopHbie pabOThI

JIlaboparopHasi pabora 1

3arpysuTh BpEMEHHBIE PsiJIbI 1I€H HECKOJIBKUX aKIuil u3 Bebcaiita
www.finam.ru (MOXKHO B35ITh JIAHHBIE II€H [0 JHSIM B TEYEHUU OJA
i 6ostee). CocraBuTh agroputT™ Ha ocHose ajaropurma Hedge(S) u
[pOrpaMMy JIJIsl TIEPEPACIIPE/IE/IEHUs] CPEJICTB, BJIOXKEHHBIX B aKIUH,
B 3aBUCHMOCTH OT UX JIOXOTHOCTH. [IpensapurenbHo OTKaIuOpOBaThH
JIAHHBIE TaK, YTOObI OHU HAXOMUJINCH B €IMHUIHOM HHTEepBaJie. [lepe-
dbopmysuposars anropurm Hedge(f) auist caydast BBINTPBIIIEH.

JIaboparopHasi pabora 2

Hanucars nporpammy asiropurma AdaBoost, ucmoss3yrormiero B
KadecTBe cjaboro agropurMma Kiaaccudukarun WeakLearn rorosoe
nporpamMmMmuoe obecrieuenune SVM, omnucannoe B pasmesie 2.13. Ilpo-
BECTU YCHUJIEHUE aJrOPUTMa KJIACCU(DUKAINA PYKOIMUCHBIX mudp u3
caiira: http : //www.cs.toronto.edu/roweis/data.html

ITo sTomy ajgpecy mmerorcst jaHHble w3 6a3bl USPS B dopmare
MATLAB, coxepzkainue mudpoBble 00pa3bl pa3/IMIHbIX HAIMCAHUI
PYKOIIUCHBIX TTUDP.

4.10. 3agaun u ynpakHeHUsd

1. TlocTponTh BapuaHT ajropuT™ma OOJIBIIMHCTBA JJIsi CJIydasi KOTa
UMeeTCs IKCIEPT, PO KOTOPOr0 M3BECTHO, UTO OH JiesiaeT He bosee k
ommboK. [losyunTs O1eHKy |dnciia onmboK ajropuTMa 6OJIbITNHCTBA.

2. PaccMoTpuM IIPOTOKOJI UTPHI C IPEICKA3AHUSIME JKCIIEPTOB, B
koTopoM ITpupoda Buimaer mocneosarenbocts 07 (01)T17, Vneer-
Csl TpHU IKCIIepTa, Ka}K,ZLbeI N3 KOTOPBIX BbIAAECT ITOCTOAHHOE IIPEI-
ckazanme: Jkcnepm 1 Beerma TpencKasbiBaeT & = 0 aya Beex t =

1, ..., 4T, Oxcnepm 2npejckaspisaer & = 1 quaseext = 1, ..., 47T,
Oxenepm 8 pejckasbiBaet & = 1/2 g seex t = 1, ..., 4T. Oynk-
st morepb — A(w,y) = |w — 7.

Borauciaurs muist Bcex t =1, ..., 47"

(i) Beca IKCIEPTOB;
(ii) morepu Pacnpedeaumens n3 ansropurma Hedge n npejckasa-
HUsI AJITOPUTMA, SKCIIOHEHITNATBHOTO B3BEITHBAHS.
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3. IIpoBepuTsh mpocTeiirme CBORCTBA IKCIIOHEHIAILHOTO PaCIpe-
JleJieHust ¢ II0THOCTBIO p(x) = e *: P{{ > a} = e % u P{{ > a+b} =
e P P{¢ > a} na Beex HEOTPHTIATETLHBIX 3HATCHMIT @ I b.

4. Jlokazarh, 9TO s JIFOOON HEOTPUIIATEIBHON C/IyJaiiHON BeJin-
YHHBI 1) C ITIOTHOCTHIO pacupeiesierust p(t) BHIIOJIHEHO COOTHOIIEHNE:

E(n) = /P{n > y}dy.
0

(Vrasarue: Ucnonssosars ceoitcrso p(y) = F'(y), rae F(y) = [ p(t)dt =
1—P{n > y} — dyukuns pacnpejenenus ciaydaiinoii Beauaunsr. [To-
CJIe 9TOrO, IpoMHTerpupoBath 10 Uactam E(n) = [ tp(t)dt).
5. I[IpoBecTu moKa3aTEIBLCTBO JIeMMBI 4.4 J1Jist TOTO CJiydasi, KOrja
Ha KaxkaoM mare ¢t B aaropurmax FPL u IFPL nna parnomusanmm nc-
OJTb3yeTCs Besl Cepust CIydaiinbX pestmann &, ..., &V t=1,2, ....
6. IIpoBennTe cpaBHEHNE PAHIOMI3UPOBAHHON BEPCUU aJITOPUTMA
SKCIIOHEHITUAJILHOTO B3BEITUBAHUS JIJIs CJIydasi IPOCTON (PYHKIIUU 10~
Tepb ¢ Teopemoii 4.2. [Tokakute, ITO CpesiHUE TOTEPHU ITOTO AJTOPUT-
Ma IIPUMEPHO B JIBa Pa3a MEHbIIE YeM MOTePH JIETEPMUHUPOBAHHOTO
aJITOPUTMa, B3BEIIEHHOrO DO/IBIUHCTBA. [IprBeinTe TOUHYIO OIEHKY.
7. TlokazaTb, 9TO aJrOPUTM ONTUMAJLHOTO PACIIPEJIESIEHUS I10-
Tepb U3 paszena 4.2 ecTh YacTHBIN ciydail ajaropuTMa SKCIOHEHITU-
aJIbHOI'O B3BEIINBAaHMSI SKCIIEPTHBIX PelleHuil u3 paszgena 4.4.
(Vrasanue: PaccMorpeTs B KauecTBe IPOCTPAHCTBA UCXOJIOB §) =

[0, 1]V, cocrosmee u3 nabopos noreps sxcnepros I = (I1,..., 1Y), rae
N — uuciio skcneproB. B KauecTBe npocTpaHCTBa peleHuii paccMoT-
perb cummiekc I' BeposiTHocTHBIX pactpeaertennii p = (p', ..., pN), a

B KadecTBe GyHKIME HoTeph paccmorpers dynkmuio A(1,p) = (I - p)
— CKAJISIPHOE IIPOM3BE/IEHIE BEKTOPOB | € [0, 1]N npel.

IIporuos i-ro sxcmepra ecTh eauargHbIt Bektop £ = (0,...,1,...,0)
pasmepnoctu N . Torja Mpornos ajJropurma SKCIOHEHIIUATBLHOTO B3Be-
NIMBaHUs Ha Iare t, IPUBEJIEHHDIH B pasjaene 4.4, NpeICcTaBIsgeTcs B
BHJIE BEKTODA:

N
& = Zﬂwzt =D,
i=1
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e pr = (wi,,..., wy,) — HAOOp HOPMUPOBAHHBIX BECOB 3KCIEPTOB
Ha 1are ¢, BEIMHCIEHHBIX 110 hopMyIIe (4.40) (cm. [48]) ).

8. Ucmonp3yst mpeaplayiyio 3aa1ady u Teopemy 4.7 moKa3aTb, ITO
onenka Lp — min;—1 . N LiT < vT'In N umeer mMecTo i ajaropuT-
Ma OIITHMAJILHOIO pactpeiesenus norepb Hedge(f;) ¢ nepemeHHbIM

4In N
—

9. /lokazaTh, 4TO I JIOOOr0 KOHEYHOI'O MHOXKeCTBa U3 [N 3KC-
IIePTOB, KOTOPbIe Ha KakKiaoM mmare t = 1,2,... jejaioT IPOrHO3bI
fi € [0,1], 1 < ¢ < N, u BbIUUCJSIOT CBOU [OTEPU HA KAXKJOM IIa-
re C MOMOIIBIO OJHON U3 (PYHKIUH HOTEPh: abCOTIOTHON, KBAIPaTHI-
HOI win jorapudMuIecKoit (OHOM 71T BCeX SKCIIEPTOB), HaiiieTcs
TaKas IOCJIEOBATELHOCTD UCXOA0B JIjIsd KOTOPOU KyMYJIATUBHBIE 1O~

napamMerpoM obydenust By = e~ rae ny =

Tepu KaKJO0TO U3 IKCIEPTOB 3a mepBble 1’ MIAroB HE MEHBIIE YeM
T—-O(VTInN).

10. ITpuBecTn mCEBIOKOM, AJITOPUTMA DPECIMIIJINHTA, KOTOPLIN IT0
JAHHOI BLIOOPKE reHepupyeT HOBYIO BHIOOPKY 3JIEMEHTHI KOTOPOIt CO-
CTOAT W3 3JIEMEHTOB MCXOJHON BBLIOOPKU U PACIPEJIESIEHbI COTJIACHO
3aJJAaHHOMY PacCIpeJIeIEHUI0 BEPOSITHOCTEIN.
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I'maBa 5

Arperupyoniuii aJropuTm
BoBka

PaccmoTrpennble B ritaBe 4 aJrOpuTMbl MAIIMHHOTO OOYYEHUS, WC-
HOJIL3YIOIIIE KOHKYPUPYIOIIHE SKCIIEPTHBIE CTPATErNH, UMEJI Perper
(omubky obyuennst) nopsinka O(VT'InN), rne T — jymna nepuosa,
N — auciao sKcnepTHuIX crparernil. s HEKOTOPBIX CIeIUaJIbHBIX
dbyHKIMi MOTEPD, Cpe KOTOPBIX — KBaJIpaTHdHas U JorapudmMude-
CKasl — 3Ty OIUOKY MOYKHO 3HAYUTEIBHO YMEHBIIUTH J0 BEJIMIHHDI
nopsiaka O(In N). B nannoii riase O6yayT copmynmupoBanbl ob1iye
TpeboBaHUsT K MOAOOHBIM (DYHKIIMAM IIOTEPHL W OYAET OIMUCAH COOT-
BETCTBYIOIIUIT arperupytomnuii ajgropursm, uMeronuii perper O(In N).
Arperupyromuit anropurm Boska npejcrasisierT coboit MeTOI CMemn-
BaHMsl SKCIEPTHBIX CTPATErWii B HEKOTOPOM CMBIC/IE SKBUBAJCHTHDII
METOJIaM IIPEJICTABJIEHHBIM B IyIaBe 4.

5.1. CmenmBaembie (pYHKIIUA TOTEPH

Paccmarpuaem nipocreiimuii cayvail, Korma MHOXKECTBO UCXOJIOB sIB-

nsercst apyxaneMeHTHBIM ) = {0,1} u MHOXKeCTBO NpejcKa3aHuii
ecth equangHbIl naTepBas ' = [0, 1]. AnajormunbiM o6pasom pac-
cmarpuBaercs ciaydail = {—1,1} u I' = [-1, 1]. MsI Gyzem upeio-

JIaraTh, 4To PYHKIMU 10TEph A(Ww,7y) SIBJISIETCS HEOTPUIATEILHON 1
VIAOBJIETBOPSET CJIETYIONIAM YCJIOBUSAM:
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e 1pu KaxJI0M w DyHKINsS A(w,y) HEIpepbIBHA IO 7;

e cymecrByer 7y € [0, 1] Takoe, uro oba 3uadenust A(0,~y) u A(1, )
KOHEUHBIE;

e me cymecrsyer vy € [0, 1] Takoro, aro oba smauennst A(0,7) u
A(1,v) 6eckoneunbie.

st pousBosibHON yHKIMU 10TEph A(W,y) paccMaTpUBaeTCst
MHO02HCECMB0 NPedcKa3arull

I = {(z,y) : 3p (A0,p) =2, A(1,p) =)} (5.1)

U MHONHCECTMEBO cynepnpedcnasanuﬁ

Ix={(z,y) : 3p (M0,p) <z, A\(1,p) < y)}. (5.2)

U3 nepsoro cpoiicrBa ¢yukimu norepb u kKommakraoctu [0, 1] cie-
JIyeT, 9TO MHOXKECTBO Cyleplpe/cKasanuii 3amMknyTo. s paccmar-
puBaeMbIX HUKe (DYHKIHMI 1OTeph MHOXKeCTBO npejckasanuii (5.1)
SIBJISIETCsI TPAHUIEl MHOXKeCTBa cyneprpeckasannii (5.2).

Hawm GyieT y06H0 Ha3biBaTh HOTyTLIOCKOCTH [0, +00)2, B KOTOpOIT
paccMaTpUBaIOTCA MHOXKECTBA IIPEJICKA3aHUN U CylleplipeaCKa3aHuii,
NPOCMPAHCMBOM NPEICKA3AHU.

Jst npoussosbaoro 1 > 0 myers By @ [0,+00)? — (0,1]% ects
roMOMOpPMU3M U3 TPOCTPAHCTBA MPEJICKA3AHUN B 9KCNOHEHUUANDHOE
NPOCMPAHCMEO

En(z,y) = (e, e ™) (5.3)
JUtst Beex x,y € [0, +00).

[Tpu sTOM TOMOMOphU3ME MHOXKECTBO Ipe/icKazanuii (5.1) mepe-
XOIMT B MHOXKECTBO

E,(IT)) = {(e7mO0P) =mAAP)Y . e T
a MHOXKECTBO CyleplpejicKasanuii (5.2) mepexoguT B MHOKECTBO

Ey(Zy) = {(z,y): 3p (0 <z <e™OP) 0 <y <em™IP)L (5.4)
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Qyukiws norepb \(w, ) HA3BIBACTCS 1)- CMEUUBAEMOT, €CTTH MHO-
xKecTBO Fy (X)) aBisiercs BoiIyKabiM. PYHKINA HOTEPh HA3BIBAETCS
CMEUWUBAEMOU, €CIIN OHA SBJISIETCS 7)-CMENINBAEMOil JJIs HEKOTOPOTrO
n > 0.

Mpbr 6yaeM paccMATpUBATDL ClIEAYIONIHe (DYHKIIMH IOTEPDb: JIOTa-
pudMHUIECKYI0, KBaJIPATUIHYIO, abCOJIOTHYIO U mpocryio. llepBobie
nBe OYyIyT CMEITNBaEMbIMHU.

B ciyuae, korma €2 — koneunoe, I' — MHOXKeCTBO BCcex paciipejiesie-
Huii BeposiTHOCTell Ha (2, jorapudmudeckas (QyHKIHUS IOTEPh OIpe-

nenstercst: A(w,y) = —Iny{w}, e w € Q u v € I' -~ BeposiTHOCTHAS
Mepa Ha KOHEYHOM MHOxkKecTBe ().
Ecin Q = {0,1}, To MOXKHO OTOXKJECTBUTH 7 C BEPOSTHOCTHIO

eIMHUIBL, TOrIa 1 —7 — 9TO BEpOATHOCTH HyJ/Is1. B 3TOM Cilydae MOXKHO
B3aTh [ = [0, 1] u paccmorpers sorapudmutdeckyto GyHKIUIO HOTEPhb
B BHJIE

AMw,7) = —In(wy+ (1 -w)(1—7))

win, 6osiee oApoOHO,

—In~y, ecsim w =1,
—1In(1 — %), ecim w = 0.

A = {

Ob6ob1ernHas jgorapudMudIecKast (PyHKIUs IOTEPh OIPeIeIsIeTCs
KaK

Aw,7) = ;lnm (1 —w)(1-7)), (5.5)

rje n > 0 — nmapameTp.
Ksamgparuanast pyHKIHS MOTEPD OMPEIEISIETCS KaK

Aw,7) = c(w—7)?,

rjie ¢ — HeKoTopas HOJIoKUTeIbHas KOHCTaHTa. MoXKHO paccMOTpeTh
Q={0,1} uT =10,1].

Mo2KHO TaKzKe HCIIOJIb30BaTh HellpephIBHOE MHOYKECTBO MCXO/I0B —
esuHUYHbINH uaTepBai ) = [—1,1] u aHAJIOrMYHOE MHOXKECTBO NP/l
ckazanuit I' = [—1,1]. Dru mMHOXKecTBa OyIyT PacCMaTPUBATLCS B
3aj1a4e Perpeccui.
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Puc. 6.1. MHOXKeCcTBO TIpe/iCKa3aHMil U CYIepIpeICKa3annii Jjorapudmmde-

CKOI (PYHKITUN TTOTEPH

AbcomoTHast BbYHKIHST TOTEPh TO

Aw,7) = clw =1,

rjie ¢ — HEeKOTOpas IOJIOXKATeIbHAasg KOHCTaHTa. s sToit dyHKum
[OTEPDb MCHOIL3YIOTCA T€ YKe MHOYKECTBA MCXOJ0B W IPEJICKa3aHuii,
YTO U JJI KBAJAPATUIHON (DYHKIUHE OTEPD.

[Tpocras urpa Ha npejckasanue (pocrast GYHKIHsI IOTEPh) PACc-
cmarpuBaercs B caydae ) = I' = {0, 1}. @yukuus norepb coBnajaer
¢ abcosmorHoit dbyukumeil noreps (ipu ¢ = 1) u yJI0BIETBOPSIET CBOii-
CTBY
0, ecmn w =7y,

1 B mpoTuBHOM ciIydae.

A = {

O6cyauM reoMeTpUIeCKre CBOMCTBA CMEITUBAEMbIX (DYHKIINN I10-
Tepb. 31ech 06001eHHast JJorapudMuieckas (pyHKIUS TOTEpb UTI'PAET
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Puc. 6.2. Obpa3sl MHOXKECTBa IPeACKa3aHUuil M CylepIpeICKasaHuil Jiora-

pudmutecKoil GYHKINMN TOTEPh B SKCIIOHEHITNAIBHOM ITPOCTPAHCTBE

0CO0YIO POJIb.
JIerko BUzIeTH, UTO MHOXKECTBO IipejicKazanuii (5.1) 0606ueHHOi
norapudmutdeckoii byHKIm noTeph (5.5) ecTh KpuBast:

{(z,y): e ™ +e =1} (5.6)

Mpbr Gygem paccMaTpuBaTh HapaJulesibHble CABUrH KpuBoii (5.6) B
IUIOCKOCTH CYTEPIIPEJICKA3aHui, T.e. KDUBBIE BUIA

{(z,y) : e7"@=) 4 emnW=h) = 1}, (5.7)

TSl IPOU3BOJIHOTO BeKTOpa (v, [3).
ToBOpHUM, YTO TOYKA IJIOCKOCTH (Z1, Y1) HAXOAUTCS “CeBEePO-BOCTOUHEE”,
YeM TOYKA IJIOCKOCTH (T2,Y2), €CIIU T1 = To U Y1 = Yo.
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Puc. 6.3. MHuoxKecTBO IpeicKa3aHUil U CyIlepIpe/IcCKa3aHnii KBaIPATUIHOM

dyukuuu noreps (pu nogxosiieM [3)

MmnozkectBo A C R? HAXOJUTCH CEBEPO-BOCTOUHEE HEKOTOPOT'O -
paJLIeIbHOTO ¢iBUra KpuBoii (5.6), eciin KaxK1asi €ro TOIKa HaXOUTCsI
CEBEPO-BOCTOYHEE HEKOTOPOIT TOUKH, JIeKalieil Ha sroM casure (5.7).

3amMernm, 9TO Ipoobpa3aMm BCeX HPSIMBbIX BHJA ar + by = ¢, e
a > 0u b > 0, paccMaTpUBaeMbIX B SKCIIOHEHITHAJIBHOM IIPOCTPaH-
crBe, pu roMmoMopdusme (5.3) SIBIISIIOTCST BCe MapaJsleibHble CABUIH
kpuBoit e~ 4+ e~ = 1, paccmMaTpuBaeMoii B IPOCTPAHCTBE CyIep-
npeackazanuii. JleiicrBUTEILHO, JIEMKO IPOBEPUTD, UTO IPOOOPas IIpsi-
Moit ax + by = ¢ npu romomopdusme E, ecTb Kpubast

ae” ™ +be” W = ¢,

T.€. TTapaJIeIbHBIN c¢ABUT KpUBOit e~ F 4+ e~ = 1 Ha BeKTOP

<—1lna,—11n b) .
no¢c n c
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Puc. 6.4. O6pasbl MHOXKeCTBa IPEJICKa3aHUil U CyIepIpeICKa3aHuii KBaJl-

paTuyuHO# DYHKIUK TOTEPH B SKCIIOHEHIIMAIBHOM IIPOCTPAHCTBE

Takum 06pa3oM, UMEETCS B3AUMHO-OTHOZHAYHOE COOTBETCTBUE MEIK-
Iy TAKUMU IPSIMBIMEA X + by = ¢ B 9KCIOHEHINAILHOM IIPOCTPAHCTEE
7 TapaJjyebHBIMI CABUraMu KpuBoil e~ 4+ e~ = 1 B mpocTpaHcTBe
CyllepIpeICKa3aHuii.

Jlerko BuzeTh, uTO 06pa3 F, (X)) MHOXKeCTBa CyleprpeJcKa3a-
HUil B 3KCIOHEHIMAILHOM IIPOCTPAHCTBE SBJISAETCA BBILYKJILIM TOLIA
U TOJBKO TOTJA, KOTJA I JI000H TOUKK €ro T'PAHUIBI CYIIECTBYET
npsMast, IPOXOALdINasd 9epe3 3Ty TOYKY TaKas, 9TO BECh 3TOT 00pas
MHOYKECTBa CYyIIePIIPe/ICKa3aHnil HaXOUTCsI IO OJHY CTOPOHY OT 3TOH
UPAMOI.

ITepeBojist 9TO CBOHCTBO U3 SKCIIOHEHIUAJBHOTO MPOCTPAHCTBA B
IPOCTPAHCTBO CYIIEPIPEICKA3AHUIA, IOy YUM CJIEIYIOIIEe XapaKTepH-
CTUYIECKOE CBOMCTBO CMEIIUBACMOCTH (PYHKIUU IOTEPD.
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Ilpennoxkenue 5.1. Pynkuyus nomepsv ABAACMCA 1)-CMEWUBLEMOT
mozda u moavko mozda, kozda das a060l mouku (a,b), sesrcauwed
HA 2PAHUYE MHONCECTNEA CYNEPNPEICKa3anull, CYULeCEyem napai-
aeavredi coeuz e M=) 4 e=1W=8) = 1 xpugot e + e W = 1,
npoxodswut wepes mouxy (a,b), u maxot, wmo ece mHoscecMB0 CY-
NePNPedcKas3aHull AEHCUM CEBEPO-BOCTNOUHEE IMO20 COGU2A.

B ciureryionux paszesnax Mbl Oy/ileM pacCMaTpPUBAThH CMEIUBAEMbIE
dyuknun morepb. OKa3bIBAETCsI, YTO MPH HEKOTOPBIX HHTEPBAaJax
3HadeHuil mapamerpa 1) JorapudmMudeckas n KBaJapaTudHas (QyHK-
[N [IOTE€Pb OKA3BIBAIOTCS 7)-CMEITUBAEMBIMHU, a0COJIOTHAST (DYHKIIHAS
[IOTE€Ph 3TUM CBOWCTBOM He 00J1a1a€T.

g cMmermmBaeMbix (DYHKIMH 10Teph 4Ype3BbluaitHo 3ddexkTun-
HBIM $BJIFETCA TaK HA3bIBACMbIN arperupyiomuii aaropuTM, KOTOPbIA
661 pemtoker B 1990 rogy B.I. Boekowm [38]. DTor amropurm 6bL1
UCTOPUIECKH OJTHUM W3 IIEPBBIX aJrOPUTMOB 10100HOr0 pojia. OH siB-
JIsteTcst 0bo0IeHneM 6ojiee ITPOCTOr0 AJATOPUTMA, B3BEIIEHHOI'O 6O0JThb-
IMIMHCTBA, KOTOPBIN ObLT mpeioxked B 1989 roxy JIutiicroynom u Bap-
myToMm [27]. Arperupyronmii anropurym BoBka nmeer perper, KOTOpbIit
3aBUCHUT TOJIBKO OT YUCJa IKCIEPTOB U HE 3aBUCUT OT JIJIMHBI IIOCTIE-
J0BaTETHHOCTH.

5.2. KoHeuyHOe MHO>KECTBO IKCIIEpPTOB

B pasgesnax 4.4 u 4.6 asropurmsl nipeckasanus umesu perper O(vVT In N),
roe T — niuHa nepnoga, a N — 9UCIO 3KCIePTOB. AJIFOPUTMEBL U Pe-
3yﬂ])Ta.TbI 9THUX Pa3/e/IOB OTHOCUJ/IMCH K beHKLH/IﬂM IIOTEephb IIPOU3-
BOJIHOTO BHJa (B pasiese 4.4 JTOMOJHUTEIBHO TPeOOBaIACh BBIMYK-
JIOCTH (DYHKIMU OTEPH MO MIPOTHO3aM ).

B sToM pasmene npueemeM aaropuTM CMEIINBAHHUSA IPOTHO30B, KO-
TOPBIiL SIBISETCS ONTHMAJILHBLIM IS CMEIINBAEMbIX (DYHKINI [I0Teph
(srorapudMuIecKoii, KBaJIPATHIHONN ).

[IpuBOIMMBLI HUXKE aJrOPUTM KMEET perpeT He 3aBHCSAINUI OT
qauHbl nepuoga 1. Dra omubka mveer Bug O(InN), e N — quc-
JIO 9KCIIEPTOB.

B manpHelimeM MBI IOCTPOUM CTPATErHIO IPEICKA3ATEIIS, JIJIT KO-
TOPOil ee KyMy/JIdaTUBHBIC HoTepu L Ha mare T cBS3aHBI C KyMYJId-
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[Iycts Lo =0, Lo(i) =0,i=1, ..., N.

FORt=1,2, ...

SDxenepm i anoncupyer mpornos & € I',i=1, ..., N.
Cmamucmuk aHoHCUpyeT mporuHos y; € I

IIpupoda anoucupyet ucxox wy € €.

IKenepm i BEITUC/ISET CBOU CYMMAapHBIE [TIOTEPU Ha IMare t Urphbl:

Ly(i) = Li—1(3) + Awr, &)
Cmamucmuk BLIMECISET CBOM CyMMapHBIE IIOTEPH Ha HIare ¢ Urpbl:
Li = Li—1 + Mwi,7e)-

ENDFOR

Puc. 5.1: HpOTOKOJI UT'PBI C UCITOJIB30BAHUEM IKCIIEPTHBIX ITPOT'HO30B

TuBHBIME ToTepsiMu Ly (6) sxcmepra 6 ciaemyomum o6pasom:

Ly < ¢(n) iIelf Lr(6)+a(n)lnN

qist Beex T, rjie B obrieM cirydae Mozxker 6bIThb ¢(n) > 1 11t Ipo3BoJIb-
HOTO 3HaveHMs napaMerpa odydenus 1 € (0, 00).

B cayuae n-cmemusaemoit dbyukimn moreps ¢(n) = 1.

[TpenBapuTeILHO PACCMOTPUM CXEMY AJTOPUTMa B CIydYae MHO-
xectBa ucxonoB 2 = {0,1} m KOHEYHOr0 MHOMKECTBA SKCIEPTOB
© ={1,2, ..., N}. IIporHossl MOryT IPpHHUMATE JIOOBIC 3HAUCHUS U3
mHO)kecTBa ['. Banana dyskiusa morepb A(w, ), tie w € Q u y € I

B nocepyromux pasjesnax 0yLyT paccMaTpUBaThC OECKOHEIHBIE
(1 Jaxke HecueTHbIE) HpocTpaHcTBa sKciepToB ©. Ilpu sT0M pesyiib-
TAThl CyNECTBEHHO HE U3MEHSITCsI, HAJI0 TOJIHKO BBECTH Mepbl Ha IKC-
Inmeprax U CyMMBI 110 9KCII€EpTaM 3aMEHUTb Ha MHTErpaJibl 110 0

HanoMHUM IIPOTOKOJI UIPHI € MIPEJICKA3AHUSIME C UCIIOJIb30BAHIEM
9KCIIEPTHBIX [IPOTrHO30B (puc. 5.1).

@ukcupyem napamerp obydenust 17 > 0 (learning rate), nomaraem

g =e .
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Beesem nekoropoe amnpuopnoe pacnpenesennsi Py(i) Ha MHOXKe-
cTBe 3KciepTos O. Ecrecrsenno 6paTh paBHOMEPHOE alPHOPHOE pac-
upejiesieane Ha sKcneprax Py(i) = 1/N aust Bcex @ € O, rue N —
YHCJI0 9KCIEPTOB.

Ha marax t = 1,2, ... Cmamucmux riepecTpanBaeT Beca 3KCIIep-
ToB ¢ =1, ..., N cornacuo dpopmyiie
Py(i) = B E Py (). (5.8)

Takum 06pa3oM, BeC KCIIEPTa, UMEIOIIEro OOJIBITHIE TOTEPH, YMEHb-
1aeTCs.
Beca skcnepros (5.8) HopMupyeM:

Py (i)
N
> Pi(j)

j=1

Pr(i) = , (5.9)

9TOOBI CyMMa HOPMHPOBAHHBIX BECOB CTaJjia paBHOi 1.
Bsesiem BcriomorarenbHyo MYHKIINIO, KOTOPas HA3BIBAETCH “TICEB-
JIOTIpEeICKa3aHueM

N
gi(w) = logg Z pA@EI pE (i), (5.10)
i=1

AJtropuTM, BBIIAIOMINN ICEBIONPEICKA3aHNS, BEIUYUCIEHHBIE 10 (hop-

myute (5.10), o6osnauaem APA (Aggregating Pseudo Algorithm). O6o-
3HAUYNM cyMMapHble norepu ajroputMa APA 3a T’ maroe Ha mocie-

JIOBATEILHOCTH UCXOJOB W1, ..., WT :
T

Lr(APA) = th(wt)- (5.11)
t=1

Crenyrorast JeMMa TPeJICTABIAET CyMMapHbBIE TIOTEPH AJITOPUTMA
APA B GoJtee IpoCcTOM U SICHOM BHJIE.

Jlemma 5.1. Cymmapnsie nomepu obobuiernnozo aszopumma 3a T
Wa2068 Mo2ym 6vims npedcmasaerv, 8 sude

N
Ly(APA) =logg > AL Py(i).
i=1
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Jokasamenvcmeo. U3 (5.8) ciexyer, aro

T
, S Awi]) P
Pr(i) = 8= U By(i) = BETO Py (i),

W3 onpenerennst UMEIOT MECTO CJIEIYIONINE PABEHCTBA

N N
logg Y B W Py(i) —logg Y Hm1 O Py(i) =
=1 =1
N

) BLr() Py (i)
= logﬂ =1 =

pLr—1(1) Py(i)

=1

N )
S BLr-1@+Awr.€r) p (1)
1=1

N .
= logy > BT PE_ (5) = gr(wr). (5.12)
j=1

[Mocaenuee pasencrso ciegyer u3z onpesjesnenus (5.10). TTockoabky
(5.12) umeer mecto it Beex T, TOJIydaeM yTBEPKJIEHHE JIEMMbI

T N A
Lp(APA) = Y gi(we) =logg Y- B0 Py(i). A
t=1 i=1

[TceBnonpenckazamnue g¢(w) mpeacTaBiseT coboit HEKOTOPBIE YCpei-
HEHHbBIE IOTEPU U He JIaeT caMoro npejickazanus v € I') st koroporo
TpeIHA3HAYEHDBI 9T TOTEPH.

B HEKOTOPBIX Cilydasix MOXKHO IIEPEBECTH IICEBIONPEICKA3AHNE B
0obObraHOE TpescKaszanue. Qynryuet nodcmaHoekyu Ha3biBaeTCsl PYHK-
st vy = 2(g¢), Takas, 910 A(w, 2(g:)) < gr(w) ms Beex w.
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Puc. 6.5. Ilpumep oupenesienns npepckasanus y*. Ilpsmas, npoxomsmast
. x

gepes Touky M, ormedaer Touxy N = (MO A1) ma kpusoit, mo

KOTOPOH BBIUUCJISIETCS TIpejicKa3aHue y™

Mpr mokazkem, 4To (byHKIMSI T0ICTAHOBKH CYIIECTBYET, €CJIH (DYHK-
s ToTephb A(w, Y;) ABJISETCS CMEIUBAECMOIL.

Ilpenmoxkenne 5.2. Ecau dynkuus nomepv AGAAEMCA CMEUUBHE-
MOT, Mo GYHKUUA NOJCMAHOBKY CYULLCMBYEM.

Jlokazamenvemeo. Ilycrs dynkims morepb \(w,y) sBIAETCS 1)-
cMermBaeMoit u myctb S = e~ . 13 BeimyKjIocTH 00pas3a

Ep(2)) = {(z,9) : Ip (0 < 2 < pAOP < y < AP}

B 3KCIIOHCHIIMAJIBHOM IIPOCTPaHCTBE MHO2KECTBa CyHepHpeﬂ‘CKaﬁaHI/Iﬁ
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dbyukmun A\(w,y) caenyer, aro cymecrsyer v* € I' Takast, 9aro

&

BAwra) 5 Zﬂx(w,%)pﬁt_l(]’) (5.13)
j=1

qutst Beex wr € {0,1}. Hepasencrso (5.13) o3nataer, 4ro abcrucca u
Op/iHATA TOYKH
A(0,v* A(1y*
(5(77)’5(77))

6OJH)IH€ nJjIn paBHbI qyeM a6CLLI/ICCEL n Op,ZLI/IHaTa TOYKU
N ) N )
0,67 ; (L& :
BN P(5), Y AP ()
j=1 j=1

[Tosaraem X(g) = v*. Yesosue A(w, 2(g:)) < gi(w) Oyaer Bbimos-
HEHO JJIST BCEX W.

Eciin dyskius norepb A\(w, ) BBIYUCIUMA HEKOTOPBIM AJTOPUT-
MOM, TO TaKKe CYIIeCTBYeT aJIOPUTM, KOTOPBIN Ha Inare ¢ BbIIaeT
npejickazanue y; = %(gy). DTOT aJrOPUTM HA3BIBAETCS A2Pe2upyio-
wum anzopummom (AA-anropurm, Aggregating Algorithm).

s HEKOTOPBIX (DYHKIHMII IIOTEPh MOXKET CYIIECTBOBATH MHOI'O
pasMyHbIX Y*, yioBierBopsiomux HepaeHcTBy (5.13). B mocsemy-
IOIUX pas3jienax OyJyT HpejcTaBieHbl KOHKPETHbIe aHAIUTUIECKUe
BbIpaxKeHust Jiuist PyHKIWN X(g) B caydae jorapuMUIecKoii 1 KBaJl-
paTwgHOM (DYHKIINI TOTEPD.

B rom ciayuae, korpa Y(g¢) cymecrByer, u3 JjieMMbl 5.1 ciepyer,
4T0 OyJeT UMeTh MECTO HEPaBEHCTBO

T

Lp(AA) =) Mwr, B(gr)) <
t=1

N
< Ly(APA) =logg Y B Py(i). (5.14)
=1

[Tpunumem Karxk10My 9KCIIEPTY OJMHAKOBbIH HavabHbIi Bec Py(i) =
1/N. Torpa uz (5.14) cienyer, 4ro jyisi TPOU3BOJIBHOIO i € O, Jyisi
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Bcex T'
L N
Ly (i
Lp(AA) <logg I ;—1 plr® ) <

1 : In N
< logg (NﬁLT@) = Ly(i) + HT (5.15)

Omuerka (5.15) o3HauaeT, 9TO0 CyMMapHbIe II0T€PU arperupyoIero
anroputmMa AA He TPEBOCXOAAT TOTEPH JIIOOOTO SKCIEPTa, B TOM IHC-
JIe 1 HalJiydmiero, T.e., UMEIOHIETO0 HauMEHbIINe IMOTEPpU CpeJin BCEX
SKCIEPTOB, ILTIOC HEKOTOPBI perper (ommbka 0OydeHHs ), KOTOPBIil
3aBUCUT TOJILKO OT YMCJIa SKCIEPTOB U IapaMeTpa U, YTO OUYeHb BarK-
HO, He 3aBUCUT OT JJIMHBI MEpHoJa MPEJCKA3aHusd, KaK 3TO OBLIO B
aJrOPUTMe SKCIOHEHIMAILHOIO B3BCITNBAHNUS.

5.3. beckoHeyHOe MHOXKECTBO IKCIEPTOB

[ToBTOpUM CXEMY AJIrOPUTMA B CIydae GECKOHEYHOIO MHOYKECTBA IKC-
nepros ©. Mbr mpeanosiaraeM, 4ro Ha © 3ajaHa CTPYKTypa Bepo-
SITHOCTHOT'O ITPOCTPAHCTBA — CUTMa aJiredpa GOPEIeBCKUX MHOXKECTB.
DTO MO3BOJIIET paccMaTPUBATh Mephl Ha O. B 3TOM ciiydae cyMMBI 110
skcrepraM ¢ = 1, ..., N 3aMeHSIFOTCST Ha, MHTETPAJIbI IO STUM MepaM
Ha ©.

[To-upexxuemy Q = {0,1}, T' = [0,1]. Bagana dyHKIWMs 10TEPH
AMw,7), e w € Qu~y el n >0 - napamerp obyuenust, J = e .

[Tycrs 3a1aHO0 HEKOTOPOE AIIPUOPHOE BEPOSITHOCTHOE PaCIIpeIeie-
uue Py(df) na muoxkectse sxcrepros ©. [Ipennosaraem, 9o mporHos
Ete skcrepTa 6 Ha mrare t ectb u3Mepumasi QyHKIUs OT 6.

Ha mare t = 1,2, ... Cmamucmuk epecTpanBaeT Beca dKCIIep-
TOB B COOTBETCTBUU C (POPMYJIOi
Py(do) = A8 Py (dh). (5.16)

Takum 06pa3oM, BeC IKCIepTa, UMEINero GoJIbIIe HOTePU, yMEeHb-
maercs. [lo onpezernennio 3ananue Becos (5.16) SKBUBAJIEHTHO CIO-
co0y BBIMHC/IEHUsT BeposTHOCTE! cobbitnii £ no dbopmyiie

P(E) = / gt p,_y (df).
E
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Beca (5.16) nopmupyem:

P,(db)

P} (df) = P(0)"

(5.17)

HopMmupoBanuble Beca HPEACTABISIOT COOOil BEPOSITHOCTHYIO MEpY;
i nee PF(©) = 1.
AHaJIOrHYHBIM 00pa30M BBEIEM “IICEeBIONpeIcKa3aHue’”

ge(w) = log /@ B Py (dg). (5.18)

AJropuT™M, BBLIAIOMMI IICEBIONPEACKA3aAHUs, TaKxKe 0003HAYAETCS
APA, a cymmapnsbie morepu anropurmMa APA 3a T maros pasHbI

7(APA) Z gi(wy). (5.19)

s (5.16) cremyer, aTO

; ( t7§t) ( ) /BLT Po(dg)

Pr(df) = 5
@)

P5(df) = T 5L By (df)

Py(d).

Torya pasencrso (5.18) mepemnuceiBaeTcst B BUIE

wa)-I-LT 1(0)
logﬁ/ N da)Po(dH). (5.20)

Hmeer mecTo anasor jieMMbl H.1.

Jlemma 5.2. Cymmapnovie nomepu obobusennozo aszopumma 3a 1T
Wa206 Mo2ym O6vims nmpedcmasaenvs 6 eude

Lr(APA) = logg /@ BEr©) py(db). (5.21)
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oxasamenvcmeo. [Joka3aTeabCTBO JIEMMBI aHAJOTHIHO JTOKA3a-
TesibeTBY JieMMbl 5.1, 113 (5.8) coemyer, uro

T
Awy, &9
P,(df) = ﬁtgl ( t)Po(dG) = gL py(dp). (5.22)

I/I3 OIIpeJesjieHru s NMEIOT MECTO CJIEAYIOIre paBEeHCTBaA:
log s / 3L py(dh) — logg / BEr-10) py(dh) =
C] (S

o e ORy )
R, Bl O Ry (d0)

Jo BLr-1(O+Awr£7) Py (dh)
Jo Bl @Ry(d)

= logg

I BA@T ) P (d6) B
Jo Pr—1(df) B

= logg

= logg /@ BACrEIPE L (df) = gr(wr).  (5.23)

[Tocsieiaee paBeHCTBO ctejyeT u3 onpejeaenus (5.18).

[Tockoubky (5.23) umeer mecro jyist Beex T, osrydaeM yTBEPIKIe-
HUe JIeMMBI. /\

g cmermmBaeMoii (YHKIIMU II0TEPHb HETPYJIHO II0KA3aTh, YTO
dbyukuus nojcraHoBKu Y(g¢) Tak:Ke CyIIECTBYeT W B Ciaydae Oec-
KOHEYHOTO TTPOCTPAHCTBA IKCIepToB O. JleiicTBUTEILHO, HHTErPAJILI
110 df mpubIMKAIOTCS KOHEYHBIMHA CyMMaMH, KOTOPbIE COOTBETCTBY-
10T KOHEYHBIM MHOXKECTBaM 3KcuepToB. IIpesckazanus, coorBETCTBY-
IOIIFe 3TUM KOHEUYHBIM MHOYKECTBA JKCIIEPTOB, WMEIOT IPeebHYIO
TOYKY 7", TaK KaK MHOXKECTBO IIPEJICKa3aHMii KOMIAKTHO. Tak Kak
dbyuknus norepp A\(w,y) HEIPEpBIBHA IO 7Y, 9Ta MPE/Ie/bHAsS TOIKA
Oy/IeT yJOBIETBOPSTD YCIOBUIO

Aw,7") < gr(w)

JUIst BeeX w, 1ae g¢(w) oupemeseno 1o (5.18). Iomaraem X(gy) = v*.
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B srom citydae 1o siemme 5.2 OyJieT UMETh MECTO HEPABEHCTBO

T

Lr(A4) = 37 Mo S(an) < logs [ S OR@0).  (524)
t=1

5.4. IIpounsBoabHass QPYHKIUS MTOTEPH

B mocsieyomux pasjiesiax Mbl IIOKazKeM, 9TO JorapudMudeckas u
KBa/paTHdHast (PYyHKIMH [OTEPh SBJISIIOTCS CMENTHBAEMBIMU.

B obriem ciyuae, Korga QyHKINMS TOTEPh HE ABJISIETCS CMEITBAC-
MOii, orpeiesisiercst kpusas cmewusaemocmu (mixability curve) e(n) :

¢(n) = inf {c :VPIdelVw <)\(w,5) < clogg / BA(M’W)P(d'Y)> } .
T

[Ipr HEKOTOPBIX €CTECTBEHHBIX IPEIIOI0KEHUSIX HA MCXOIHBIE MHO-
yKecTBa, PYHKIWs ¢(7)) ABISETCSA HENPEPLIBHON M HEBO3PACTAIOIIEI.

B sToMm ciiydyae byHKIMS HOACTAHOBKU OIpPEJE/IsieTcsl KaK (pyHK-
i, YJIOBJIETBOPSIIOIIAST

Vw:AMw,X,(9)) < c(n)g(w) (5.25)
JI7IsT JTIODOTO TICEBIOIPEICKABAHIST

g9(w) = logg /F B P(dry)

1 BEPOATHOCTHOTO pactpenenenus P na I
MoKHO OnpeeuTb MUHUMAKCHY10 DYHKIIAIO MTOACTAHOBKH.

A
¥, (g) € argmin sup (w,’y).

V€l e 9(w) (5.26)

ITo ompeiesienno obast MUHIMAKCHAs QYHKIU IIOJCTAHOBKA Xy (g),
yzrosiersopstionias (5.26), yaosiersopsier n HepaseHcrsy (5.25).

3aMeTnM, UTO MOTYT CYIECTBOBATH JAPYIHe — HE MUHUMAKCHBIE,
(yHKIMHU 110/ICTAHOBKY Takue, 4To BbIoHeHO ycsosue (5.25). Yacro
UX IIPOIIE BBIYUCIIUTD.
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B obmmem cirydae, mj1si Mpon3BOJILHON DYHKINN TOTEPD, HE 00s3a-
TeJIbHO CMeIuBaeMoii, BMecto (5.24) umeem

T
Lr(A4) = 37 Mwn, Sy (01)) < e(n) log /@ BET O py(dh).  (5.27)
t=1

Bce amasiornvnble HepaBeHCTBa OYIyT BEPHBIME, €CJIM BBECTH B HUX
MHOKUTEIB ¢(1).

B ciydyae KOHEUHOro 4mcJia 9KCIeproB HepaBeHCTBO (5.15) mepe-
XOJIUT B HEPABEHCTBO

N
1 .
Lr(AA) < c(n) 108;5 (N E BLT(1)> <
i=1

< tog (75470) = L) + <l

ansg Bcex T'muBcex 1 =1, ..., N.

5.5. Jlorapudmuieckasi pyHKIOHUS IIOTEPH

ITycTb MHOXKECTBO BCEX MCXO/IOB §) M MHOXKECTBO BCEX 9KCIIEPTOB © —
KOHEUHble, MHOXKECTBO BcexX Iporuo3os I' = P()) — MHOXKeCTBO Beex
BEPOSTHOCTHBIX pacupesesenuii Ha Q. [Ipu v € I' n w € Q, Besmunna
v(w) = v({w}) paBua BepositHOCTH 371€MeHTA wW. Jlo2apupmuneckas

Pyrryua nomeps onpenensiercst A(w,y) = — Iny(w).
Bosbmem ) = 1, Torna 3 = e~ L. B arom ciryuae
BN = 5(w),

T.e. PABHO BEPOSITHOCTH, KOTOPYIO 3KcrepT win Cmamucmuk IpuIm-
ChIBaeT UCXOAy w. B 9ToM cilydae arperupyoinii aJropuTM COBIaIa-
€T ¢ aJITOPUTMOM SKCIIOHEHITHAJIBHOTO B3BEIIUBAHUSI.

[Iporuos skcepTa ¢ Ha mmare t — 9To paclpeie/leHne BEPOITHOCTEN
& = €i(-) € T ma mpocTpancTse ucxoynos €.

C KazKJIbIM 3KCIEPTOM ¢ € © Ha 1are t Oy/ieM CBSI3BIBATH paciipe-
JieJieHne BeposiTHOCTel (Q; Ha (), onpejesisieMoe YCIOBHBIMHU BEPOSIT-
HOCTSIMU:

Qi(wlwr, ..., wi1) =E(w) €T (5.28)
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Takoe pacipejesienne MOKHO HHTEPIIPETUPOBATH KaK CyObHEKTUBHOE
YCJIOBHOE pAacIipejiejieHue dKciepTa i Ha t-M mare. Besmauna (5.28)
paBHA yCJIOBHO# BEPOSATHOCTH, KOTOPYIO - 9KCIIEPT IIPUIIUCHIBAET Oy-
JIYIIEMY UCXOJLY W, ITOCJIE TOTO KAK OH HAOJIIOIAJ UCXOBI W1, . . ., Wi_1-

Torma cyObekTUBHAST BEPOSTHOCTD, KOTOPAas MPUIHCHIBAETCS HA

niare t SKCHepTOM 'L I10CJI€10BaTECJIbHOCTH NCXOJ0B w1, ey Wt paBHa
IPOU3BEJICHUIO
Qi(wi, .., w) =& (w1)&(wa)+ ... - & (wy). (5.29)

Beca skcrepToB niepectpanBarorcs coryiacuo (5.8). B nanuoM city-
4ae BeC i-T0 IKCIIEPTa MepeorpeieseTcs Ha mare t

P,(i) = M@t P (i) =
=& (w)&(wa) - .. - EGw)Poli) =

= Qi(wi, ..., w)Po(i). (5.30)
Beca (5.30) sKcrepToB HOPMUPYIOTCS KaK
Pi(i ; Py(7
Pt*(Z) — t(Z) — Q’L(wl7 ) wt) 0(7’) . (531)

N N
;Pt(]) ;Qj(wh RRE) wt)PO(j)

BeposirHocts P (i) npejicrapiisier coboil allocTepuOpHY IO BEPOSITHOCTD
9KCIIePTa ¢ MOCJIe HADIIONEHUSA UCXOJOB W1, ..., Wi.
7: .
Tax kak M@ = &;(w), ncesmonpeckazanue (5.10) npespana-
eTcst B Jorapndm OaiiecoBCKOM cMecH pacIpemeeHnii, mpeaTaracMbIx
Ha 1rare ¢ 9KCIepTaMu,

N
gt(w) = logg ng(w)Pttl(i)- (5.32)
i=1

Bosbmem B KadecTBe npejckasanus %(gy) aaropurma AA pacupe-
JeJIeHne BepOSITHOCTeH, KOTOopoe IMpeicTaB/sieT coboil HaitecoBCKYIO
CMeCh paclpejie/ieHuil, mpejjaraeMblx Ha mare t 9KCIIePTaMH.

Pacupegenenne BeposTHOCTEH — upejckasanue ajropurma AA,
OTIPEJIETIAETCST KaK

N
(W) =2(gr) = Y G (W) Py (6),

i=1
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Torma 3Hadenme jgorapudMuIecKoil (PyHKIME TOTEPh HA HMCXOJIE Wy
npu upeackazanuun Cmamucmuka, PABHOM PACIIPEJIESIEHUIO Yy, PO-
CTO PaBHO IICEBIIOIPEICKA3AHUIO

N

Mwe, 1) = —Inyi(wi) =logg > & wi) Py (i) = gilwr)-
=1

PazbsicHuM jtaHHBII METOJI U €ro CB3b ¢ 6alieco8CKUM NPABUNAOM
Ha IIpUMepe MEPBBIX JABYX maros: t = 1, 2.

Kaxxiomy skcrepry ¢ Ha mare t = 1 COOTBETCTBYET €0 IPOTHO3 —
pacnpesiesienue BepositHocteit €8 = £4(-) € T na . Ha neprom mare
npejickazanne ajaropurma AA —

N
nw) = &(w)R(i),
=1

MIPEJICTABSIET CO0OI DalileCOBCKYIO CMECh BEPOSITHOCTHBIX pacIpeie-
JICHUI KCIEPTOB OTHOCUTEJIBHO aIllPUOPHOIO pacupejieneHusa Py Ha
MHO>KECTBE BCEX IKCIIEPTOB.

[Tocste Toro Kak mMOSBUJICS HEPBBIM UCX0I wy, Cmamucmuk mmepe-
CTpamBaeT allpuoOPHOE paciipejiesieHne Ha MHOXKeCTBe KcrepToB. CHa-
qaJia OH OIPeJIe/ITeT Beca IKCIIEPTOB:

Py(i) = B Py(i) = € (wn) Po (i),

ITocse aTOrO IMyTEM HOPMUPOBAHUS BECOB BBIMHUCSIOTCS AllOCTEPUOP-
HbIE BEPOSTHOCTH KCIIEPTOB ¢ 110CJIe HADJIIOJIEHNS UCXO/a W1

& (wi) Po(i)

Pf(i) = N .
> &(wi)Po(j)
j=1
Herpymmao 3amernTnb, 9T0 HanHast popMya IpeacTaBiseT coboit dpop-
mysy Baiteca jyist BbIMHC/IEHUS! allocTepropHOil BepositHocTH Py (7)
9KCIIePTa 4 [0CJIe HADIIOMEHUST UCXOIA W .

AnajoruuaniM 00pa3oM IMOCTyIIaeM Ha mare t = 2.
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Kaxxomy skcrepty ¢ Ha mare t = 2 COOTBETCTBYET €0 IPOTHO3 —
pacupeesenne BepositHocreit £5(+) Ha ). Ilpenckazanue ajaropurma

AA
N
raw) = 3 E(w) Pi (i)
=1
MIpeICTaBIsIeT cOo0OM 0alleCOBCKYIO CMeCh BEPOSITHOCTHBIX pacIpeiie-
JICHUI 9KCIIEPTOB OTHOCUTEJIBHO allOCTEPUOPHOIO pacupesesenus Py
Ha MHOXKECTBE BCEX IKCIIEPTOB, TOCTPOEHHOTO Ha OCHOBE MCXO/Ia, ITO-
JIYIEHHOT'O Ha IPEJIbIIYINEM Iare.
[Tocyie Toro Kak MOSIBUJICS BTOPOM MCXOJ, we, Cmamucmuk niepe-
CTpamBaeT alloCTEPUOPHOE pacIIpejie/IeHue Ha MHOYXKECTBE SKCIIEPTOB.
CrauaJia OH IE€pPEOTIPEJIE/IsIeT Beca SKCIIEPTOB

Py(i) = B2 Py (i) = € (w2) P1 (i) = € (w1)Eb (w2) Poi).

ITocse aToro myTeM HOPMUPOBAHUST BECOB BBIUUC/ISIIOTCS allOCTEPUOP-
HbI€ BEPOSTHOCTH IKCIIEPTOB i MTOCJIe HADIIOACHUST UCXOI0B W1, W :

E@)PI)
N .
> (@) P ()

By (i) =

BHOBB HETPYJIHO 3aMETHUTDL, YTO IIOCJIeAHAA JaCTbh PaBEHCTBa IIPEI-
craBJisieT coboii (opmysy Bailieca mjisi BBIYHCIEHUST AIOCTEPUOPHOA
BepositHocTH Py (1) 9KCIepTa 4 mocsie HabJIIOACHNS HCXO/a Wy Ha OCHO-
BE IIPEJIBLAYINIX AIOCTEPUOPHBIX BeposiTHOCTEH Pf(7), BBIMHCIEHHBIX
Ha IPEJbLIYIIEM Iare.

Takum obpasoMm, B ciydae JiorapudMUIecKOil (QyHKINHA HOTEPD
asroput™m AA mpescTaBiiseT coOOil MOCTe0BATEIFHOE TPUMEHEHNE
bailecoBCKOTO MPaBUIa B PEXKUME OHJIAIH.

[Morepu i-ro skcrepra 3a T’ maros paBHbI

T

Lp(i) =Y Mwr &) =

i=1
= —In(&(w1) - ... -&p(wr)) =
= —InQ;(wy,..., wr). (5.33)
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DT0 paBEHCTBO HUCIIOJIB3YET OlpeeieHe CYObeKTUBHON BEPOSITHOCTH
(5.28), koropyto Cmamucmuk IIPUIIUCHIBAET SKCIIEPTAM Ha Iiare t.

[Torepu Cmamucmuxka, ucioab3yiomiero aaropurm AA, 3a T ma-
I'OB PABHBL

T
Lr(AA) = Mwr, 2(gr)) =
t=1

N
=logg T R(i) =
i=1
N
=logs > Qi(wi,. .., wr)Po(i). (5.34)

=1

Taxum obpazom, morepu Cmamucmukae 3a T 1IAroB, UCIOJIb3YIO-
mero ajaroputMm AA, paBHBI MUHYC jorapudmy or 6aiiecCoBCKOIl cMme-
CH BCEX BEPOSITHOCTEN, KOTOPLIE SKCIEPThI IPUIIHCHIBAIOT [IOCJIEI0BA-
TEJILHOCTH UCXOMIOB W1, ..., Wy JJIAHLL 1.

Hepagencrso (5.15) mpeBparaercss B HEpABEHCTBO

N
Ly(AA) =logs > Qi(wr,..., wr)Po(i) <
=1
< —lnQ(wi,..., wr)—InPy(k) (5.35)

mmssBecex T mk=1,... ,N.

5.6. Ilpocrasg urpa Ha npejicka3aHus

HamoMmuumM, 4To IpocTas Urpa Ha IIpeJicKasaHue pPaccMaTpUBaeTCs
B CjIydae, KOIJa IIPOCTPAHCTBO UCXOJ0B U HPOCTPAHCTBO IPOTHO30B
nByxanemenTHble u conagator: ) = I' = {0, 1}. Bazaga npejckasza-
HUS 3aK/II09aeTCsl B TOM, YTOOLI TOYHO IIpeJIcKa3aTh Oy Iyl HCXO/,
D yHKIINUSA TOTEPh ONPEIE/IACTCS

0, ecmu w = 7y,
1 B IpOTHBHOM CJIydae.

AMw,7) = {
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Takum 06pazoM, KyMyJISITUBHBIE TIOTEPU IKCIIEPTA PABHBI YMC/IY OIIU-
OOK IIpH IMPeACKa3aHuU OyIyIIero NCXOoIa.
Nneercst N 3KCIEPTOB; 9KCIIEPT ¢ AeIaeT Ha Iare t mpeacka3aHne
i
gt € {Oa 1}

st aHam3a 9TOM NPl KaxKI0€e ICeBIOIPeICKa3aHne

N .
g(w) =logg Y~ B Py (i) (5.36)

=1

npescrasisiercst B Bugie Touku (g(0), g(1)) Ha KOOpAMHATHON IJIOCKO-
cru R2. DTa TOUKa MMeeT BHJ

(logs(Bp + (1 = p)), logg(p + B(1 = p))), (5.37)

rie 0 < f < 1 — napamerp cmemmuBanus, p = ». Pf (i) — cym-
&i=1
MapHBIIl BEC 9KCIIEPTOB, NPEJICKA3bIBAIOIUX 1 Ha mare ¢, Ipu 3TOM
1—p= > P (i) — cymMapHBIil BeC 9KCIEPTOB, IPE/ICKA3BIBAIOIIIX
£/=0
0 na mare t.
Bee Touku Tumna (5.37) 06pa3yior BBIILYKIIYIO KPUBYIO, COEIMHSIIO-
myto roukn (1,0) u (0, 1), koropsie coorBercrBytor p =0 u p = 1.
ITo onpesenenmio 1/¢(8) pasro abcrmcce (opanHaTE) TOYKH IIEPe-

cevyeHus IpaMoil y = x u 3Toit Kpusoii. [lpu p = % u3 (5.37) nosyuaem

1 _ 1+ 5
c(ﬁ)_0g5< 2 >

ln%

_2 -
1+8

nJjim

c(B) =

- (5.38)

In

[Ipumenum anropurm AA K 9T0ii nrpe.

OupesenuM (QYHKIMIO TIOJICTAHOBKU Y = X(g) CJeayommM o6-
pasom: X(g) = 0, ecomm rouka (g(0),¢(1)), Borancienuas mo (5.37),
JIE?KUT BBIIIE NpsiMoit y = x, v = X(g) = 1, ecam Touka (g(0),g(1))
JIEKUT HUXKE WM Ha IPSAMOR Y = .
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Orta GYHKIWS TOICTAHOBKN YIOBJIEeTBOpsieT yeaosuio (5.25), Tak
kak npu v = 0 6yzer aberucca g(0) > A(0,0) = 0 u opaunara g(1)
6OJIBIIIE OPIMHATEI ﬁ TOYKH [IEPECEUCHNUs OUCCEKTPUCHI KOOD/[MHAT-
Horo yria u kpusoii (5.37). Takum obpaszom, g(1) > ﬁ = ﬁ)\(l, 0).
[Tosromy A(w,0) < ¢(8)g(w) npu Beex w € {0,1}.

AwnayormaneiM 06pa3oM mosrydaeM HepaBeHCTBO A(w, 1) < ¢(f)g(w)
pu Beex w € {0, 1}.

Bamernm, aro ecan Touka (¢(0), g(1)) mekuT BblmIe npsamoit y = ,
To abcrcca Menblne opauHaThl, T.e. ¢(0) < g(1), win

logs(Bp + (1 — p)) <logg(p+ B(1 —p)),

4TO SKBUBAJIEHTHO p < 3. B 3TOM cilydae ajiropuTy IpejicKasblBaer
v =0.

B nporusnOoM ciyuae, T.e. ecan Touka (g(0),g(1)) mexur Huke
(nm Ha) UpsSMOI Yy = T, TO

logs(Bp + (1 — p)) = logg(p + B(1 — p)),

YTO IKBUBAJECHTHO P > % B sroMm citydae anropuTm mpejicKa3biBacT
v =1.

910 o3Hadaer, 4To ajroputM AA mpejackaszbiBaeT 1, ecau cyM-
MapHBI BeC 3KCIIEPTOB, IPEJICKA3BIBAIONNX 1, OOJIbIIE CYMMAapHOTO
Beca YKCIIEPTOB, TpeicKa3biBaonux 0; aaroput™m AA mpeacKasbiBaeT
0 B mpoTuBoIOI0KHOM ciaydae. Takum obpasom, aaropur™ AA npe-
CKa3bIBaeT KAaK B3BEIIEHHOE HOJIBIMMHCTBO IKCIIEPTOB. DTOT AJTOPUTM
6bL1 onmcan B pasgese (4.1).

B sTom ciyuae gy moboro skcrepra 0 € © OyneT UMeTh MeCTO
HEPABEHCTBO

ln% 1
Lr(AA) < S ) Lr(@) +n [ — | InN. (5.39)
In m In m

5.7. Urpa ¢ xBagpaTtudHoii PyHKIHEN TTOTEPH

U3zyaum urpy ¢ KBaapaTudHoil pyHKIHEH TOTeph B IPOCTEHIIIEM CJTy-
Jae, KOrJa HPOCTPAHCTBO MCXOMOB jByxasementHoe: ) = {—1,1},
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[POCTPAHCTBO HPOrHO30B 9TO BCE JeficTBUTENbHbIE Yncaa u3 [—1,1].
DyHKIus 1oTEPh — KBaJpaT PasHOCTH MEXKJLy HCXOJIOM U IPOIHO30M
Aw,y) = (w =)

MBI pacemarpuaeM ciydaii 8 = {—1, 1}, mockoaIbKy joKka3aTesb-
CTBa B 9TOM CJlydae IIpolle. Bce NpuBe/IeHHbIE HUXKE YTBEDPKIEHUsI
TaKKe BEPHBI 1 JiIs ciaydas Q = [—1,1].

JIemma 5.3. Keadpamuunas gynkuyus nomeps A6AAEMCA 1)-CMEUUBAEMOT
mozda u Mmoavko moeda, Koeda 1 < %

Jlokazamenvecmso. Ipencrasum ncesnonpeickaszanue (g(—1), g(1))
TOYKOI B 9KCIIOHEHIIUATHLHOM IIPOCTPAHCTBE:

(e emma(h)y,

MHuozxkecTBy Beex npejckasanuii v € [—1, 1] coorBercTByer napamer-
pU30BaHHAas KPUBasl B 9KCIOHEHITUAJIHLHOM ITPOCTPAHCTBE

(@(7),y(7)) = (e71T1V7 emn1=0)%),

QyHKINA I0TEPh OYIET 7-CMEeNInBAEMON, ecjii 00pa3 MHOXKECTBA Cy-
MePIIPEICKA3aHIi B 9KCIOHEHITUAILHOM IIPOCTPAHCTBE SIBJISIETCSI BbI-
IIyKJIBIM MHOXKECTBOM, T.€. TOr'la U TOJIBKO TOI'la, KOrJla OrpaHUYIN-
BaIOIIasi €ro KpHUBas MMOBOPAYNBAET HAJIEBO IIPU BO3PACTAHUM 7y (MU
9TOM abCIUCCa YMEHBIIAeTCs1). DTO OyIeT B CJIydae, eIl BbIIOJTHEHO

2

2
YCJIOBIE BOTHYTOCTHA KPUBOIA: fp—g < 0.
Boraucinm BTOpyIo Ipon3BOIHYIO TaPAMETPUIECKH 33, IaHHOM KPU-

BOI1

Py _dyr'(V)y"(v) =" (Y (1)

Pesdr @O .

[Tpu Bo3pacrannu napamerpa 7y Beaundnsa () yObIBAeT, II03TOMY
d o
ﬁ < 0. Urpa Oynmer n-niepemeninuBaeMoil TOrIa U TOJBKO TOTA, KOTIa
d2
2 < 0, 9TO PABHOCHIILHO yCIIOBUIO

' (v)y"(v) = 2" (7)Y (v) = 0.
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BoraucinM npousBoaHbBIE 110 TapaMeTPy:
() = —2n(1 + ~)e 1+’
2" (y) = 2(—1 4 2n(1 + 7)?)e "+
y'(7) = 2n(1 — y)e "
y"(7) = 2n(=1+ 2n(1 — y)?)e 107 (5.41)

Torya yciaoBue n-cMemuBaeMocT! TpebyeT, 9To6bI s BCeX 3HAUEHMH
v E [_17 1]

—(1+y)(=1+2n(1 —7)*) -

—(1 =) (=1+2n(1+7)% >0,
el
n(l -~ <3

n<% (5.42)

Jlemma nokaszana. A
Haiiziem Tenepb By Kakoii-HUOY/ b PyHKIMU MOJICTAaHOBKY Y(g) B
cayuae 0 = {—1, 1} u koneunoro uucia sxkcuepro © = {1, ..., N}.
1

IIycts n = %, B=e"2.
[TpousBosbHOE HICEB/IONIPEICKA3AHNE

N
gi(w) =logg Y A Pr (i) (5.43)

i=1
3a/1aeTcs TOYKOMN

(e Qgt( 1) , € 29t 1) —

N
= (Z BP0, ZBML@P* ) (5.44)
1=1

i=1

KOTOpas PacIIOJIOXKeHa, 110, BOTHYTOI KPUBOi
(ﬁA(*l,'y),/B)\(l,'y)) ’ (5.45)
upu v € [—1.1].

288



[TpoBeaeM IpsaMyTO, TPOXOIAIILYIO Yepe3 HAYaI0 KOOPANHAT U TOY-
Ky (5.44). Kosdduiment HakIoHa 3TOi IPSMON paBeH

(1)
k= Bﬁgil) — e29t(-D=39:(1), (5.46)

Touka mepecevuenus (ﬂ)‘(’lﬁ*), 5/\(1’7*)) 9TOi psimoii u Kpusoii (5.45)
nMeeT abCIUCCy M OPAMHATY IO BEJUYUHE HE MEHbINe, YeM abcIimcca

u opaunara To4ky (5.44)
A1) > gar(=1)

gAY > goed) (5.47)
DKBuBaJICHTHAsT 3aUCh (5.47) nMeer Buj

AM=1,7") < gi(=1),

AL 7%) < ge(2). (5.48)
Boerancmm npeckazanne v*. 3Hatderune y* HAXOMUM U3 YPABHEHUST
B0 pa—a-n _ B aaa)-a-1ae)
o P = i P - (549)

Ocraercst HaifiTH KOpeHb ypaBHEHUsI
ALY = A=1Ly) =1 =97 = (=1 =7")% = (1) — gu(-1),

KOTOPBIA paBeH

.1

7" =19 (=1) = g:(1)). (5.50)

Boiree JdeTaJIbHO Ha IIare t BbI6I/Ipa,eTCH npeacKa3aHne

N N
. 1 _ i " i 7 * .
Ve = 1 (logg 2_1 6)\( 1’€t)Pt—1(l) — logg 2_1 6>\(17£t)Pt—1(2)>

nJjim
e~ 3=’ P (i)

IO

N
I
—

e 2P (1)

(o

S
Il
—
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AmnasornvaHbie CBONCTBA M YTBEPAKICHUSI UMEIOT MECTO ¥ JIJIsT MHOYKe-
crea 2 = [—1,1] (cm. [41]).

st 6ECKOHEYHOI0 MHOYKECTBA, UCXOH0B {2 TeOMEeTPUYIECKOe Olpe-
JIeJIEHUE CMeNnBaeMoil (pyHKIUU TI0TEPh HE UMEET CMbICja. B aToM
cirydae MOXKHO BBecTH GoJiee obmiee ([IpsiMoe) OlpejiesieHre CMelBa-
emocTu. OyHKIMS MOTEPh HA3BIBACTCS 1)-CMENIUBAEMOI, €CJIU CYyIIe-
crByeT (QYHKIUS MOJICTAHOBKY X (gy) Takasi, 9To

AMw, 2(gt)) < g(w)

JUTst Beex w € ), rue g onpesenena no (5.18).

5.8. YHuUBepcaJIbHBII ITOPTdeiTh

Paccmorpum ciepyromyto urpy Kosepa [14]. Vmeercs N dunanco-
BBIX MHCTPYMEHTOB, HAIIpUMep akIWil. Bpems pasieneHo Ha UHTEp-
Basibl t = 1,2, ... IloBemeHune pbIHKAa B MOMEHT t XapaKTepU3yeTCs
BEKTOPOM M3MEHEHUIl IeH aKIMii OT MOMeHTa t — 1 K MOMeHTY t:

W = (Wipty --+y WNE),

riae
N Sit
it = )
Sit—1

S;t — TeHa aKINK ¢ IIPU 3aKPBITHN HHTepBasta B MoMeHT t. ITo ompe-
JeseHnio wj ¢ € [0, 00), IPHYeM CIUTAEM, UTO HE BCE Wj ¢ PABHBL HYJIIO.

Nusectunuu B nanabie N (PUHAHCOBBIX HWHCTPYMEHTOB XapaKTe-
pusylorcss nopmgenem — Bexropom ¢ € [0, 1]V, rue

:yt = (717757 sy ny,t)

u i+ -+ v = 1. Beqmuunsr «y;; onpeiessiorT IpONOPINH, 10
KOTOPBIM TEKYIas CyMMa JeHer BKJIAIbIBACTCS B (DUHAHCOBLIE WH-
cTpyMeHThl B MOMeHT t — 1. Torna mHBeCTAIINN, BJIOYKEHHBIE COTJIACHO
OPTAEIIO 7y, YBEJIUINBAIOTCI B

N

(Ve - @) = Z’Yi,twi,t

i=1
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pa3 K MOMEHTY .

[Iycte I' — muOXKECTBO Beex mnoprdereit. [lo onpeneneruto 3o
MHOYKECTBO ABIAETCS [N-MEPHBIM CHMILIEKCOM.

OrmpejiesiuM PYHKIUIO TTOTEPH B BUJIE

A@,7) = —In(5 - @). (5.51)
PaccmoTpuM mOCTOSHHBIX 9KCIIEPTOB — KaXKIBII 9KCIIEPT Beeraa Oyer
JaBaTh B KadecTBe IIPOrHO3a OIUH W TOT ke noprdenb: 7 € I'. Ta-
KM 00pa3oM, Kaxkiblil moprdesb n3 I paccMarpuBaeTcs B KadecTBe
KCIIEPTA.

[Ipumennm arperupytoriuii aaroput™ AA K 9TOMy MHOYKECTBY
9KCIIEPTOB M K 9TOH (PYHKIUU HOTEPD.

Jloxom OoT MHBECTUINIT OT OJIHOM BJIOXKEHHON IEHEXKHOHN eIMHUIIbI
npu nocrostuaoM moprdene ¥ € I' 3a mepsoie T’ maros (MOMEHTOB
BpPEMEHM) paBeH

t=1
Torma KyMy/IaTUBHBIE IIOTEPHU IKCIIEPTA 7y 3& TOT K€ MEPUOJ, PABHBI

T
= (- @).
t=1

Homycrum, uro 3agano anpuopHoe pacupeenenne Py(dy) va cum-
mwiekce I' Bcex moprdertei.
Corutacuo (5.20) morepu 0606menHoro anropurma APA pasubl
| BAN@A)+Lr-1() Prd
w) =lo — ¥), 5.92
gr(w) =logs | [ BTGB (@) 0(d7) (5.52)

rme B=e T, 0<n<1.

Teopema 5.1. Hepa (pynruus nomepv (5.51)) Kosepa sasasemca
emewusaemoti npu 0 < n < 1. Qynryus nodcmanosku 3adaemcs 6vi-
PadrceHUeM

S(gr) = / YPE () =

/3LT 1( ~
/ T AL G Ry dv) Po(dy). (5.53)
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Lloxazameavcmeo. Ham Hamo mokaszaTh, 9TO JISI BCEX W

- [ <P &) p(ds
A (w, /F ’YP(dV)) < logg /F 5N@) p(d).

910 HEPaBEHCTBO 3KBUBAJICHTHO HEPABECHCTBY

r([oran) = [10r (5.54)

rie f(7) = M@ = (5 - @)". Hepasencrso (5.54) ciesyer u3 BOrHy-
roctu dyuknuu f(7) npu 0 < n < 1. Ilpu n = 1 310 HepaBeHCTBO
[EPEXOJUT B PABEHCTBO

(& [ran) = [@ e,

[Tporuos noprdesnst (5.53) MOXKHO 3anmcaTh MOJTHOCTHIO, UCIIOJb-
3yst nupezcrasiaenne (5.21) (u3 jsemMMbl 5.2) cyMMapHBIX TOTEpb 0600-
IIEHHOTO AJrOPUTMa 3a 1’ 11aros:

Lr(APA) =logs [ B Rya3).

A

[Monaraem 1 = 1. Tak Kax npu HaIeit QGyHKIUN TOTEPh CYMMapPHBIE
IIOTEPHU OJTHOTO IKCIepTa 7 3a 1’ MaroB paBHBI

T
Lr(y) = - ][ @),
t=1

IIOoJIyv1aeM BbIpazKeHue IJjid ONITUMaJIbHOI'O HOpT(be.HH — IIPOTHO3a Ha-
oIero aJiropuTrMac

N HtTil (7 @) Po(dy)
Je IS (5 - @) Po(d)

VY106HO paccMOTpeTh B KadeCTBE allPHOPHOIO PACIPEIEICHUs Ha
CUMILJIEKCE BCEX IIOCTOSIHHBIX noprdedeil pacupesenenne Jupuxie ¢
napamerpamu (1/2, ..., 1/2):

N
Po(dy) = [(1]%)2])1\; J_I/Qd%
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e
oo
I'(a) = /xa_le_$dx.
0

Bamernm, uro I'(N + 1) = N
Mper npuBesiem 6e3 JoKa3aTeabCTBa pe3yibraT u3 crarbh [39], Ko-
TOPBII JIaeT OIEHKY ONTHMaJbHOCTH anroputma AA (mpn 7 = 1).1

Teopema 5.2. Jlas 4100020 NOCmoaHH020 NOpMPEs 3y 6vnoNHEHO
HEPAGEHCMEO

L(AA) < Lr(y) + % InT + ¢ (5.55)

ona ecex T, 2de ¢ — NOAOACUMENBHAA KOHCTNAHIMG.

Tak Kax m0X0/] TP CJIETOBAHUN CTPATEr MY HHBECTUPOBAHMUS, TPE/T-
Jraraemoit asimoput™MomM A A, paBeH

Kr(AA) = e~ Er(A4),
HepaBeHcTBO (5.55) MOYKHO IIEPEINCcaTh B BH/IE
N—-1
KT(AA) = 670T77KT(7)/),

rze ¢ — koucranrta, K (%) — 10X0/1, Oy IeH DI DU MCIOIb30BAHU
[IPOU3BOJILHOTO [TOCTOSTHHOTO TTOPTQEIs 7.

Jlamnas ornenka 3¢p@eKTUBHA B TOM CIydae, KOIrja J0XOJ Hau-
JIYUIIIEro aJI'OPUTMA, UCIOJIL3YIONIEro MOCTOSTHHBIN TOpTdhe/b aKITuii,
pacTeT SKCIOHEHIIMAJILHO C POCTOM YHUCJIa BPEMEHHBIX MAaros 1’ UIphbl.
B srom ciayuae, 6aaromapst nosmHomuagbaocT onenku (5.56) mo T,

JIOXOJT YHUBEPCAJBHOIO AJINOPUTMa TaKKe PACTEeT IKCIOHEHIINAJIBHO
mo T

19710 Takxke ecTh paHee TOJIyIeHHBIN OCHOBHOM pe3yinbrar Kosepa n OpeHT-
suxa [14].
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FORt=1,2, ...

IIpupoda anoncupyer xy € R"™.

DKcnepmol, aHoHCHPYIOT poruosbt &7 = (0 - zy), § € R™.
Cmamucmux npeJcTaBser npejickasanue v, € R.
IIpupoda anoucupyer y; € [-Y,Y].

ENDFOR

Puc. 5.2: Obmas cxema perpeccun

5.9. MHoromepHas OHJIAliH perpeccus

5.9.1. MHOoromepHasi perpeccusi ¢ IIOMOIIbIO
arperupymomiero ajropurMma

B sToM pazzenie Mbl PacCMOTPUM IPUMEHEHUE arperupyromero aj-
rOpUTMa I PEIIeHUs 3aJa9M perpeccuu. B ormmdue oT 0OLIMHOM
MHOIOMEPHOH PErpeccuu, KOTopasi UCIOJIb3yeT 00yJaronlyio BbIOOp-
Ky JUIsl OIIPEJIEJICHUs] CBOUX MapaMeTpoB, AA-anroputM oby4aercs B
pPeKumMe OHJIAKH.

PaccmoTpuM MHOrOMEpHYIO JIMHENRHYIO perpeccuio. [Ipupoda Bbi-
naer 3uadenns (x4, y), e vy € R uwy € Rupnt=1,2, ...

Bajada perpeccuy 3aKI09aeTcsl B BBIYUCICHUN Ha KaXKIOM IIa-
re t > 1 nporHo3a BeJIMYUHBI Y 110 PaHee MOJIyIeHHBIM 3HAYEHUSIM
(x1,91), ---, (T4—1,Y4—1) ¥ 3HAYEHUIO apryMeHTa Ty.

B sToM pasjieie Mbl He MOAUYEPKUBAEM BEKTOPBI Y€PTOIi CBEPXY.

B coorBercTBUE ¢ Teopueil IpeICKa3aHuii ¢ UCIOIb30BAHNEM IKC-
[IEPTHBIX CTPATErHWil BBEJIEM B 9Ty UIPY 3KciepToB f € R™. dkcuept
0 jmaer Ha mare t UpeJCcKas’aHue — 3HaYeHUe JTUHEHHON (QyHKIUN:
& = (0 ).

BaJsiaueii perpeccun B pexKUMe OHJIAHH sIBJISIETCS TOCTPOEHUE Ha
KayKJIOM Trare ¢ IMporHo3a BEJIMYNHBI Y, UCTIOIB3Ysl IIPOTHO3BI TaKUX
JINHEHHBIX 3KCIEPTOB.

Obmas cxema PErpeccuu PEryaupyercs MPOTOKOJIOM, TPUBEICH-
HBIM Ha, puc. 5.2.

PaccmarpuBaercst urpa ¢ moJsiHo#t mHMOpMaIueil MeX 1y UrpoKa-
Mu: Idxenepm 0, Cmamucmux u Ilpupoda.

Jlist mcuuciienus: MoTepb UCIOJb3yeTCs KBajpaTuaHas (QyHKIUsT
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norepnb. Ha mare t Oxcnepm 0 seranciser con notepn (y; — (0-x4))2.
Cmamucmunk Berauciaser csou norepu (y; — ;).

[Ipumennm K 3Toit urpe agroput™m AA ¢ mapaMerpoM oOyUIeHus
n=1/2Y.2

Bsenem ampuopHoe pacrpeaesieHne

Po(df) = (an/m)"2e 01" gg, (5.56)

rJle @ — HEKOTOPBIii ITapameTp (aHAJIOIMMYHBII TapaMeTpy, KOTOPbIi uc-
[OJIB3yeTCsT B TPEOHEBON PErPECcCHi ), & KOHCTAHTHI BLIODAHBI M3 YCJIO-
BUSI HOPMAJIM3AIUHU. 3J1€Ch UCIIOJIb3YeTCsl €BKJINIOBA HOPMa BEKTOPA
0 = (61, ..., 0,), sanannas dopmysoit 0| = /67 + -+ 62. Ha-
IIOMHUM TaKKe, 9TO MbI OTOXKJECTBJISIEM CKAJISIPHOE ITPOU3BEJICHUE
(0 - ) u onHodIEMenTHYIO MaTpully x'0, Tae 2’ — BekTOp-cTPOKA, 6 —
BEKTOP-CTOJIOEII.

Torma morepu mpon3BOJILHOTO sKcrepTa § € R™ Ha mare ¢ paBHBL:

Aye, 240) = (yp — 210)* = 0 (we2})0 — 2(yex})0 +y7.  (5.57)

/ /
HamomunM, aro @ = (T14,..., Tny), 0 = (01,..., 6), a x¢, 0 —
5TU K€ BEKTODBI, 3allUCAHHBIE B BHJE CTOJNOIOB. 3/1€Ch MBI HCIIOJb-
soBas paBeHCTBO Tj0x}0 = 6'(xpx})f, KOTOPOE MOXKHO NMPOBEPUTH

[TO-KOOPIUHATHBIME [TPE0OPA3OBAHUSIMU:

n n
1‘299320 = E .%'mﬂi E xt,jej
i=1 j=1

n
2 : / /
= Oiwt,ixmﬂj =0 (l’t.l‘t)g.
2,7=1
HOTepI/I 9TOI'0 IKCIEepTa 0 cR" 3a II€PBLIC T 1mraros PaBHBI

T

Le(0) = Y (e — 20) =

t=1

T T T
=0 (Y w0 -2 mai ) 0+ ui. (5.58)
t=1 t=1 t=1

2Mo»KHO JIOKA3aTh, YTO IPH TAKOM 3HAYCHUH APAMETPa Dy KIS MO/ICTAHOB-
Ku cymecrByer u umeer Bug (5.50).
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Coracuo (5.8) n (5.22) nmeem
Py (d0) = gL=1O) py(dg).

[TosTOMY IIPOU3BOJILHOE IICEBONpeICKa3aie Ha Iare ¢ uMeer BH/L
9:(y) = logg / Ay G)P’k 1(d) =
(

P, d@)

— Ay,x0) ZE—1\EY)
logﬁ/ﬁ t on 1(@)
(

/ 1
_ logﬁ/ﬁx\(y,wté)HLtﬂ )Pt RC )Po do). (5.59)

Orcrona, yuaurTeiBasi npejcrasiaenus (5.56) il aIpUOPHOrO pactpe-
nesienus u (5.57) nist GyHKIUE IOTEPD, MOJTYIUM

, 1
“Y)=1lo M=Yapd)tlr—(0) = pidg) = (5.60
9r(~Y) =log, [ 5 g = (5.0)

T T—1 T—1
/ fn9’(a1+t21 xtfvé)9+2n(t21 yexy—Yap)0—n( tzl yI+Y?)  dh
e - - - '
n PTfl (@)

Amnajyiornunoe npejicrasienue uMeer mecto s gr(Y).

B ciyuae kBagparndHoil (QyHKIMU TIOTEPb W MHOXKECTBA IMPE/I-
ckazanuit [—Y, Y] MoxKHO 1OKa3aTh, 9TO (DYHKIMsI TIOJICTAHOBKHU Cy-
mecrByer u uMeer B (5.50) (em. [41]).

Torma, ucnonb3yst dbopmyrny (5.60) mis gr(—Y) u anamorunduyro
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dbopmyny s gr(Y), momyaaem

v = %(QT(*Y) —gr(Y)) = % X

T T—1 T—1
—n0' (al+ Y zex})0+2n( Y yex;—Yal)0—n( > y2+Y2)

fR” e =1 =1 =1 do
X logﬁ T T—1 T—1 -
=00’ (al+ 3 zexlp)04+2n( Y yeay+Yap)0—n( 3 yi+Y?)
f e =1 =1 =1 do
Rn
T T—1
0 (a4 Y ) 0+20( S il —Y )0
fRn t=1 t=1 do B
4Y Ogﬁ T T_1 -

—n' (al+ 3 @) 0+2n0( 3 yewy+Y k)0
t=1 t=1 do

fRn e

1 | nF(aIJrZ ey, —2 Z ytxt,2YxT)
ogge

=1

T4y
T-1
EF al + vatmt, -2 tz; yiry, 2Y x| =
T-1 T -1
Z yry | | al + Z TT) ST (5.61)
t=1 t=1

3/1eCh MBI Cpa3y COKPATHIN OOIII MHOKHUTETH PT+(9) B UHCJIHUTETIE

u 3HameHarese 2-it crpoku. [Ipu mepexoje ot 2-if cTpoku K 3-if MHO-
n(Y )

KUTENb e t=1 B YHCJIATEJIe U 3HAMeHaTese ObLI BbIHECEH U3

IO/, MHTErpajia U COKPAIIEH.

ITpu nepexone ot 3-#f CTPOKHU K 4-#f MBI UCIOJIB3YEM CJIETYIOITYIO
HIKe JIeMMy 5.4, 13 KOTOPOil cIe/lyeT, 9TO MHTErpajl B YNCIUTENE 3-ii
CTPOKHU pPaBeH

72—y inf (0'A6+c'0+2'0)
feR™

vdetA

a WHTerpaJ B 3HaMeHaTelle 3-f1 CTPOKH paBeH
a2y inf (0 A9+c9—2'6)
- ¢ 6eR™ ,
vdetA
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ryie
T
A=al + Z TT,
t=1
T-1
c=—2 Z Y},
t=1

xr=2Yal.

B 4-it cTpoke MbI uCIIOIB30Ba 0003HAYEHTE

F(A,ec,z) = inf (/A0 + 0+ 2'0) —
0eR™
— inf (040 + 0 — 2'0), (5.62)
feRn

a IIpU IepexoJie OT - CTPOKU K 6-i1 — CJIe/IyIONTyI0 HUXKE JIEMMY 9.9,
corsacuo Kotopoit F(A, ¢, x) = —c/ A1z,
[IpuBenem HOPMYIUPOBKY U JOKA3ATEIbCTBA JiIeMM 5.4 1 5.5.

JIemma 5.4. ITyemov Q(0) = 0'A0 + 0+ d, 20e ,c € R", d € R u
A — CUMMEMPUUHAA NOAOHCUMENLHO ONPEOCACHHAS MAMPUUA TUNA
(n x n). Toeda

n/2

/ QO gp — o=@ T

VAT (5.63)

Rn
2de Qp = mingern Q(0).

Zoxazameavcmeo. IlycTb MUHUMYM KBaIpPATUIHON (POPMBI
Q) =040+ 0 +d

nocruraercs upu 0 = 0y. onaraem € = 0 — 0y u Q(&) = Q(& + 6y).
JIerko BUJIETb, UTO KBaJpATHUHAS IaCTh (OPMBI () €CThb A€ Tak
Kak MuHIMYM HOBOf popmbl () mocruraercst upu § = 0, rae 0 =
(0, ..., 0), ara popma HE MOKeT UMeTh JuHeHHol dacTu. leiicTBu-
TeJILHO, B JIOCTATOYHO MaJioii okpecTHOCTH 0 JIMHEHHAS YacTh JOMH-
HIpOBaJIa OBl HaJI KBaJIPATHIHON YacThIo U Torma 661 Ha 0 dopma Q
He IpUHIMAaJIa Obl MUHIMAJILHOE 3HAUYECHIE.
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Tak KaK MUHUMYM Q(f ) paBeH (Jp, MOXKHO 3aKJIOYNTD, 9TO KOH-

cranTa dhopmbl ectb Qo. Takum obpazom, Q(&) = &' A€ + Q.
Ocraercs J10Ka3aTh, 9TO

/ e ¢ 48ge = 72 /\/det A.
Rn

Dro ciemyer u3 Teopembl 3 (pazzgena 2.7) monorpadun [1]. A
Jlemma 5.5 mokaseisaet, uro F(A, c,r) = —c/ A7 x.

JIemma 5.5. ITycmv A — CuMMEMPUUHAA NOAOHCUMENLHO ONpede-
aennan mampuya muna (n X n), byx € R™. Tozda

F(A, c,r) = min (6’ A0 + 0 + 20) —
0eR™
— min (0’40 + 0 — 2'0) = —d Az (5.64)

0eER™

Joxazamesvemeo. J1jis HaXOXK IeHUsI TIEPBOIO MUHUMYMa, TIPUPaB-
HUBaEM YaCTHBIE IIPOU3BO/IHEIE KBaApaTudnoit dopmbl 8’ A0+ 0+
no 6; x nymo. 3aecs 0 = (01, ..., 0,). [Toayuaem cucremy ypasHe-
mnit 2A60 + ¢ + 2’ = 0. OTcioga erko BUAETL, YTO 3TOT MUHEMYM
JIOCTUTAETCs TP 3HAYEHUH BeKTopa 6 = —%A_l(c + x). Ananoruy-
HO, MUHHMYM BTOPOil "acTu jocturaercs upu 61 = —3 A~ (c — z).
YTBepxKIeHHe JIeMMbI [OJIYyYAeTCs MOJCTAHOBKOM 3TUX 3HAYEHWN B
Pa3HOCTb MUHUMYMOB. A\

Takum o6pasom, corsiacHo Beipakenuio (5.61) nys vyr, #a mare T'

T
A=al + thxé,
t=1

T-1

/

b= E YtZy,
=1

Yr = b,A_le =
—1

T—1 T
/ /
= E YTy al + E Ty ST,
t=1 t=1

OTr HOPMYIIbI TIOKA3BIBAIOT, YTO MBI MOXKEM 3aIlUCATH Teleph aJl-
roput™m AAR st perpeccun ciemyromnM o6pa3zoM — cM. puc. 5.3.
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A=ual;b =0.

FORt=1,2, ...

AnropurMm nonygaer r; € R™.
Borancasiem A = A + 2.

Bolnaem npejckasanue v, = b’ A7 xy.
Auropurym noarygaer y; € [—Y, Y.
Boraucasiem O =V + yi 2.

ENDFOR

Puc. 5.3: Anropurm perpeccun AAR

Cpasuenue nioreps anropur™ma AAR ¢ morepsiMu HanTydIero sKc-
IepTa JaeT CJAEIYIoNas TeopeMa.

Teopema 5.3. /Zlaa npoussoavrozo T

T
1
Lr(AAR) < inf(Lr(0 )+ al|0]|?) + Y2 In det <I+azmg> <
t=1

meT()—i—aHHH +Y221n<1+ me).

Ecau x momy orce |z ;| < X das ecex t u i, mo
TX?
L1 (AAR) < mf(LT( ) +al|f]|*) + nY?%In ( + 1) :
a

Zoxasameavcmeo. Ilycts n = 2Y2 IIo memme 5.2 morepu amro-
purma APA Beipaxkatorcs B Buje dopmysst (5.21). B Hammem ciaydae
3ra (opMyJIa 3alUCHIBACTCS B BUJIE

Lr(APA) = logg / e~ T py(dp) =

T T
0’ (al+ 3 @x)0+2n( 3 yewy)0— Z
t=1 t=1 =1

zlogﬁ/ (an/m)"?e d¢9 (5.65)

DkcnonenTa B (5.65) umeer Bu e_”F(g), rie
T T T
FO)=¢ (a[ + thxf:) 0—2 (Z ytxf:) 0+ Zytz
t=1 t=1 =1
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[Tycts Mmuanmym F'(6) mocruraercs npu 6 = 6.
Torga o emme 5.4 Boipaxkerue (5.65), npejcrapisoniee moTepu

APA, pasno

Ly(APA) =

77-"7'/26_77}7(90)
= logg | ((an/m)"?) =

T
\/det (an[ +n> xwé))
t=1

T
1 1

t=1

T
1 1
= F(6) + 5 In det <I += ZW«"?) —

t=1

T
1
= F(6p) + Y?Indet <I + - Z :cgc@) :

t=1

[To onpenenennto (5.58) KyMyJIsITHBHBIX TI0T€Ph IKCIiepTa

T T T
F(6p) = 6 <a[ + meé) -2 (Z yﬂé) 0o + ny =
t=1 t=1 t=1

T
= all6o|* + Z(yt — z}6p)* =

t=1
= al|6o||* + Lz (o).

Taxk xkak L7(AAR) < Lp(APA), orciofa mojydaeM yTBEpPKIeHIe
TeopeMbl. A
5.9.2. Ilepexon K si/IepHOII MHOTOMEPHOII perpeccun

i1t Iepexoia K siIepHOI perpeccun HeoOX0INMO IIEPEBECTH BCe TOJIY-
YEHHbIE aJITOPUTMbBI U OIICHKU OIMMUOOK perpeccuu B popMy, IIpu KOTO-
poil Bce OHM 3aBUCIT TOJBKO OT CKAaJIIPHBIX ITPOU3BEJIeHNIT BEKTOPOB
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UCXOJHBIX JAHHBIX. [locse 9TOro Mbl MpemoIoKuM, ITO THITEPILIOC-
KOCTb perpeccus ObLila IIPOBEJIEHA B IPOCTPAHCTBE IPU3HAKOB, IIPU
9TOM CKaJIAPHBbIE MPOU3BEMECHUS OYIyT CBEPHYTHI B BUIE 3HAUYCHUI
Anpa.

Bcermomuaum hopmyibt [1JTsT BEIYUCIEHNST OCHOBHBIX IIAPAMETPOB aJi-
TOpUTMA:

T
A=al + Z Txl,
t=1

T-1
/
b = E yt‘rh
t=1

Yr = b,A_le =
T—-1 T -1
= Z yry | | al + Z 7 ST (5.66)
1 t=1

t—

[Tycrs K (x,2") — mekoropoe sijipo, tie x, &' € R™, u Mbl 10y 4aeMm
Ha BXOJ BBIGOPKY S = ((Z1,y1), (T2,Y2),.-- )

BBogeM obo3HaueHus:

Ky = (K (v, 25))]
kr = (k(z;, ﬂUT)),;Tzl — mocaenHuii croadern, MaTpunbl Kr;
Y — BEKTOpP-CTOJIOEL UCXON0B;

— MaTpula 3HAYEHUIT Aapa;

(Yr-1,0) = (y1,...,yr—1,0) — HEIONHBIN BEKTOP-CTOJIOEI] MCXO-
JIOB, JOIOJTHEHHBIN HYJIEM.

Banumiem onjafin ajropuT™ JimHeitHoil perpeccun (5.66) B Bue
YIOOHOM J1jIst IEPEBOJIA B sAJIEPHYIO (hopMmy.

Beenem marpuny tumna 1T’ X n

/
T T11, X125+ -5 1T
/
i 21, L22y...,X2T
XT — 2 — 9 9 ) ,
/
xT $n17$n27-‘-7$nT
Y KOTOPOIi CTPOKH — BEKTOPbI-CTPOKH ], . . ., 2/n. Tora jierko mpose-
PUTB, 9TO
T

2 : ! /
Tty = XTXT,
t=1
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a TaKzKe
T-1
> e = (Yr1,0) X7
=1

NnmeeT MecTO ciaeayrorias

Jlemma 5.6. Jlasa 210600 nxm mampuuv, B u 410600 mXn mampubt
C maxuz, ymo mampuus, al, +CB u al,, + BC obpamumsi, umeem
MECTO PABEHCNEO

B(al, + CB)™! = (al,, + BC)™'B, (5.67)

2de a — a0boe sewecmeenmoe wucao u I, — edunuunas mampuya pas-
Mepa M.

Jlokasamenvcmeo. PaBercrso (5.67) SKBUBAJIEHTHO PABEHCTBY
(al, + BC)B = B(al,, + CB),

KOTOPO€E OYEBUJIHO BBULY JUCTPUOYTUBHOCTH YMHOYXKEHUSI MATPHUIL. /\
Ncnonb3yst jeMMy IpeJicTaBUM 3HAUYEHUE IIpPeJICKa3aHus JIMHeH-
HOW perpeccun

yr=VA o =

T-1 T -1
— (Z ytxff) (a[ + thmg) cxp =
=1 t=1
= (Yr_1,0) Xp (al + X0 X7) " ar =

(Yr_1,0) (ol + X7 X5) ™" Xrar =

~ -1 .
= (YTfl, O)/ (CLI + KT> kr, (5.68)

rae K = Xp X/ u kp = Xpop. Bamernm takxke, 4To

XoXp = (2 20) y_y

kr = (¢ - ap)l
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T.€. JIEMEHTHI MATPUIILI U BEKTOPA MPEJCTABIAIOT CODOI CKaJIsSIpPHbIE
IPOU3BE/IEHNUS BEKTOPOB T1, ..., TT.

ATATITUBHBIN aJITOPUTM SIIEPHON BEPCHUH MOy IA€TCSI U3 AJITOPUT-
Ma JIMHEHHON OHJIAMH perpeccuu 3aMEHON CKaJIsIPHLIX IIPOU3BEICHUMN
U3 MaTPUILBI R’T = XTX% 1 BEKTOpa ];:T = Xpxr HA 3HAUEHHUS sSIIpa
Kr = (K(mi,xj))gjzl ukp = (k:(xi,xT))ZT:l. [Tonyanm BBIparkenue
JJIsI IIPOTHO3a sJIePHOI Bepcuu aJallTUBHON MHOI'OMEPHON perpeccun

Y = (YTfl, O)I (CLI + KT)il kr.

Onenka ommbOKU OOyYeHUsT JJIsl sITEPHONW MHOI'OMEDHOI perpeccuu
nMeeT BIJ,

Teopema 5.4. /Jlaa scex T

K
Lr(AAR) < inf(Lr(0) + al|0]*) + Y? Indet TT +1

ona ecex T.

5.9.3. Anepuas dopma rpedHEBOII perpeccun

[TycTs anropurMm mnpejckasanusi A HCHOTB3YeT BXOJHBIE BEKTODBI
Z1,T2,...TT U PE3yJbTAT ero paboThl 3aBUCUT TOJHKO OT HUX CKa-
JpHBIX npoussesennii. Takxke 3amano supo K (x,y), rue z,y € R™.
BaMeHNM BCIOJy CKaJIsIpHbIE IpousBeneHus (z; - ¢;) Ha K (x;, x;).

B wactHOCTH, dopMysta IS TpeICcKa3aHus METOIOM I'peOHEBOI
perpeccun (cM. pazguen 2.8.2)

vr1 = w'z = ((al + XpX7) ™' XpYr) 0141
MOKET OBbIThH IIpeobpa3oBaHa ¢ MOMOIIBIO JeMMbI 5.6 K BHLy

yr = w'e = ((al + X7 Xr) T XpYr) e =
=Y} Xp(al + Xy X7) tap, =

= Yi(al + XrXp) ' Xpapy =

= Yp(al + X7 X7) ™ kr,

e kr = (741 -:Ut)z;l.
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Ipesck3anue jid sijlepHOil TpebHEBOl perpeccuu uMeeT BH/I
—1
yr41 = Yp(al + Kr) " 'kr,

rne Kr = (K(xi,xj))z;l u by = K(ory1, 7).

BameTuM, 94To B 9THX Ke 0603HadeHusAx hopmya (5.68) st npe;i-
CKa3aHus aJalTUBHOI SIEPHOIl PErpecCHn MMeeT HEeCKOJIBKO OTJIMY-
HBI BU/I;

vre1 = (Yr,0) (al + Kri1) ™ krga,

vae Kry1 = (K (i, 25)) ) n kry = Ko, )2

5.10. Sagauu n ynpa>kHeHus

1. HapucoBarhb rpaduku npejckazanuii u ob6JacTi CyleprpejcKasa-
HUi, a TakkKe UX 00pasbl B IKCIHOHEHIMATLHOM IIPOCTPAHCTBE JIJIsT
KBaJIPATUIHOM, JTorapuMIUIecKoil, abCOTIOTHOM U TPOCTON PYyHKIINH
noreps Jyisi pasiauaabix 1) > 0. [IpuBecTu npuMepst 1), Ipu KOTOPHIX
JJIsI JIOTapUMPMITIECKO M KBaAPATUIHON (PYHKIUI MOTEPh COOTBET-
CTByIOIIUE 00JIACTH B IKCIOHEHIMAIBLHOM IMIPOCTPAHCTBE OYIYT BbI-
MYKJIBIME (& TAKKe HEBBIILYKJIBIMHA).

2. JlokazaTb, 4TO ecjiu JJjisd HEKOTOphIX w u 1 > 0 dyHKIWM
f(7) = e=™@) gpugercs BormyToi (MBI HA3BIBAEM TAKYIO (DYHYIITIO
Aw,7y) 9KCHOHEHIMAIBHO BOTHYTOM), TO (yHKImst A(w,y) ABJsiercs
BBIILYKJION 1O 7.

3. Jokazarb, 4TO KJIacC CMelMBaeMblX (BDYHKIMHA [OTEPh CTPOro
[Ipe 9eM KJIACC SKCIOHEHINAIbHO BOIHYTHIX GyHKuuii (Vkasanue:
U3yunTh KBajpaTnanyio Gynkmmo \(w,y) = (w — 7)?).

4. Tokazarhb, 4To abcosoTHas (PyHKIWs 10Tepb A(w,y) = |w — 7|
He sIBJIsieTCsl cMernnBaeMoil. Beraucanrs koncranty ¢(f5) (u a(f)) us
onenku (5.27) ays cayuast w € {0,1} u v € [0, 1].

(Omeem:

1 1
zlng 37

rme B =e .
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MozxHO TOJIY9IUTD 9TO 3HaAYCHNE IIyTEM MUHUMHAU3AIIUN IIOKa3aTEIAd
CTEeII€eHU C B HEPpaBCHCTBE:

C

N
oMW > Ze—n/\(w,ﬁi)pt*_l(i)
i=1

B HamXyAIIeM CIy4ae — JJId IPOU3BOJIBHBIX w, 7, & n P . Ynobno
HCIIOJIb30BATh T€OMETPUIECKOe TPEJICTAB/IEHNE — KPUBYIO:

(efm, efn(lfv))

npu 0 < v < 1. Haiitu ¢ s caydasi, KOT/1a pacCTOSHIE OT TOYKH Ha
KPUBOIi JIO CaMOi JIJIMHHON XOPbl MAKCUMAJIBHO 110 BCEM w, Y U &;).

5. IIpoBeputh BbIIyKJI0CTH KpUBoi (5.37).

6. Hapucosars rpaduk kpusoii ¢(3), 3ajanHoii paencrsom (5.38).

7. Beisectn mepasencrso (5.39). UccieoBarh 3aBHCHMOCTD MHO-
»kuresist B orerke (5.39) or 3madenus .

[TepecTpouThb 3Ty OIEHKY B OLEHKY C €JIMHUIHBIM MHOMKUTEIEM
u perperom nopsiika O(v7T'In N) aHaJOrmaHO TOMY, KaK 3TO ObLIO
CIIeJIAaHO B aJITOPUTME paCIpe/Ie/IeHus] IOTephb B PEXKUMe OHJIAHH U3
pazzneina 4.2.

5.11. JlabopaTopHbie padOThI

Ucrnionp3oBaTh JaHHBIE U3 CIEIYIOMMX BEOCANTOB JJIsl peleHus 3829
perpeccun: http : //www.csie.ntu.edu.tw; Baza mamabx UCI Ma-

chine Learning Repository naxomurest no ajpecy http : //archive.ics.uci.edu.
Ona, cogepzKuT 60JIbIIOE YUCI0 HAOOPOB JAHHBIX JJIA KJIACCUPUKAIIAN

1 PErpecCuu.

JlaboparopHas pabora 1

ITocTpouTs mpocTyo JINHENHYIO, IPEOHEBYIO PErPECCUU, & TaKXKe
PErpeccuio ¢ TMOMOIIBIO CTAHJIAPTHOTO IIPOrPAMMHOIO ObecIiedeHns
SVM, manubix 110 dpopmysiam paszaenos 2.8 u 2.8.2, 2.9.1. Jlare cpas-
HUATEIbHBIA aHAJIN3 TOYHOCTU PErPECCHH sl BCEX UCIOJb30BAHHBIX
METO/IOB.

JlaboparopHas pabora 2

306



HpOBeCTI/I TaK2KeE IKCIIEPUMEHTDBI C AJePHBIMA BEPCUAMMI 3TUX MeE-
TOJOB. ﬂaTb CpaBHHTeJIbeIfI aHaJIn3 TOYHOCTU perpeccuun IJjid BCEX
HCIIOJIb30BaHHBIX METOI0B.

JIabopaTropHasi pabora 3

[IpoBecTn JIMHEITHYIO PErpecCUI0 B PEXKUME OHJIANH ¢ IIOMOIIBIO
arperupyroriero ajropurma us paszgena 5.9. IlpoBectu cpaBHuTE/H-
HBIIl aHAJIM3 TOYHOCTH PErPECCUU C APYTUMU METOIaMU.
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Yacro 111
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I'maBa 6

DJIeMEeHTbl TEOPUU UT'D

B manHO# ritaBe MbI paCCMOTPUM KJIACCUYIECKHE BOIPOCHI TEOPUU UTD
— WI'PBI JIBYX JIUI C HYJIeBOil cyMMOii. MbI JloKaXkeM MUHUMAKCHYIO
Teopemy [Ik. pon Heiimana, a Tak»kKe pacCMOTPUM METOJIBI PEIIeHMsI
TaKUX UTP. ByayT Takke pacCMOTPEHBI ITPOU3BOIbHBIE UTPhI MEXKTY
KOHEYHBIM YHCJIOM UTPOKOB. [lj1st Takux urp OyayT ompeeseHbl Mmo-
HsITUsT paBHOBecusi Hala u KoppeimpoBaHHOTO paBHOBecHs: AyMmaHa.

[TousiTusa u pe3yabTaThl STOM TVIABBI OYIyT MCIIOJIb30BATHCI B Ja-
Jjee B IjlaBax 7 1 8.

6.1. AHTaroHucTuYecKnue Urpbl JAByX MI'POKOB

I[Iycte X m Y — MHOXKecTBa IMPOM3BOJILHON MPUPOJLI. PaccMoTpum
AHTArOHUCTUIECKYIO UTPY ABYX Jinil. [lepBbiit UTPOK BHIOUpAET cmpa-
meeuto (xox) x € X; OMHOBPEMEHHO C HUM BTOPOil UI'POK BLIOMpAET
crpareruto y € Y. B nopmaavrot opme Urpbl KasKIblii UTPOK BbI-
OupaeT CTpaTeruio HE3aBUCUMO OT BBIOOpA JPYTroro UIpokKa. 3agaHa
dbyukuust f(x,y) BBIATPHIIIA IEPBOTO UI'POKA, KOTOPAst OJJHOBPEMEHHO
siByIsieTcst (byHKIHe mpourpsbiia Broporo urpoka. Oyuknus f(z,y)
oIIpejiesieHa Ha JIEKApTOBOM Ipou3BesieHnn X X Y.

B cayuae f(x,y) < 0 BBIUIDBINI IIEPBOIO UI'POKA OTPUIATETHHBII,
T.€. SIBJISIETCsI €0 IIPOUTPBIIIIEM.

Ilens mepBOro Mrpoka — MaKCHMU3AINST CBOETO BBIUTPHIIIA, IEb
BTOPOI'0 MI'POKA 3aKJII0YAeTCsl B MUHUMU3AIIUNA CBOEI'O IIPOUTPHIIIA.
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Ecnu niepBbIit urpoK BBIOpaJ CTPATErWio X, TO €r0 BLIUTPBIII Oy-
Jer He Menbine deM infycy f(x,y) HesaBucuMO OT BHIGOpPA BTOPOIO
ATpOKa. DTa BEJIUUYNHA HA3BIBAETCSI MAPAHTHPOBAHHBIM PE3YJIBTATOM
JIJIsI TIEPBOI'0 UIpoKa. Hamrydmmuii rapaHTUPOBaHHbBIA PE3YJILTAT JIJIsT
[IEPBOT'O UI'POKA:

v = sup inf f(z,y)
zeX YEY

Ha3bIBaCTCA HUNCHUM 3HAYEHUEM U2DbBL.

Crparerns 2¥ mepBOro Nrpoka Ha3BIBAETCS MAKCUMUHHOT, €CITH

inf f(2°,y) = v.

yey
C TouYKM 3peHusi BTOPOrO WIPOKa, BHIOOP CTpaTErwu Yy TapaHTHPYeT
eMy MaKCHMAJIbHBIII IPOUTPBINT: SUP,¢cy f(2,y) — ero eapanmuposan-
Houll peayavmam. Hannydamuit rapaHTUPOBAHHBIN PE3YILTAT BTOPOTO
UrpokKa — BeJIMYINHA

v = inf su T
yeym@r;f( .Y)

HA3bIBAETCSI BEPXHUM 3HAYEHUEM UTPHI.
Crparerns: y° BTOPOro UIpoKa Ha3bIBAETCH MUHUMAKCHOMH, €CJIH

JlemMma 6.1. B 41060t anmazonucmuyveckot uepe v < U, m.e.

sup inf f(z,y) < inf sup f(z,y).
reX YEY yeY zeX

Zoxasameavcmeo. Vimeem st miobbix x € X my € Y

?Ji&fvf(x,y) < fz,y) < sup f(z,y).

zeX

Orcrona

inf f(x,y) < sup f(x,y).
yey zeX

JleBasi 9acTh MOCJIEIHETO HEPABEHCTBA 3aBUCUT OT I, & IIpaBasi — HET.
[TosTomy

sup inf f(z,y) < sup f(z,y)

zeX YeY zeX
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JJId BCEX Y, CJIeIOBATEJIbHO,

v =sup inf f(z,y) < inf sup f(z,y) =7T.
zeX yevy yeY zeX
JlemMma, nokazana. A
Touka (2°,y") € X x Y maspiBaercs cednosoti moukoti byHKIUI
f, ecnu

fla,y?) < f(a°,9°) < F2% ) (6.1)

miEBcex € X nyeY.
Yesosue (6.1) 9SKBHBAJIEHTHO YCIOBHIO

max f(x,9°) = f(2°,y") = min f(2°, y). (6.2)
rzeX yey
BamernM, 9TO KOTr/a MBI IIUIIEM Min BMecTo inf mim max BMecTo sup,
TO UMeeM BBHU/LY, YTO TH SKCTPEMaJIbHbIE 3HAYEHUsI JOCTUTAIOTCS B
HEKOTOPOI TOYKe.

[oBopsiT, 9TO AHTArOHUCTUYECKAS UIPA UMEEM PEUWEHUE, eCJII
byuxmus f(x,y) mmeer ceqosyio Touxy (20, 4y%). Yucmov = f(2°,4°)
HasbIBaeTca snavenuem, wma yenoti urpel, =0, y° — onmumarvrvle
empamezuu urpoxos, (20, Y0, v) — pewenue uzpvl. DTH HAZBAHUS OIPAB-
JBIBAIOTCA CJICIYIOIIEel TeopeMOil.

Teopema 6.1. 1) Jlas mozo wmobw, pynkyus f(x,y) umesa cedrosyro
MoKy, HeobToduMmo u docmamouro, 4¥mobv, 6viA0 BBIMOAHEHO YCAOBUE

max inf flz,y) = min sup f(z,y). (6.3)

2) ITycmw svimoaneno (6.3). Tozda napa (2°,y°) moada u moavko mo-
20a asasemcs cedaosoti mowkot, xozda x° — makcumunnas, a y° -
MUHUMAKCHAA CMPATNE2UL ULPOKOB.

Hoxasamenvemeso. Jokasarenberso veobxogumoct 1) u 2). Iycrs
(29, yY) — cemmosas Touka dynxmun f(x,y). Torma

v < sup f(z,y") = f(2%y°) = v = inf f(a%y) < v (6.4)
zeX yey
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Orciona v < v. ITo nemme 6.1 umeem pasencrso v = v. Torna B
(6.4) uMerOT MECTO PABEHCTBA, U TIOITOMY 20 — MaxcumuHHAas, a yP —
MUHUMAKCHAs CTPATErUH.

Jlokazamenvcmeo docmamounocmu. Jomycrum, uro (6.3) BbIIOI-

0 _ MaKCUMHWHHYIO, yO — MUHUMaKCHYIO CTpaTEruu.

neno. BosbMmem x
[Mokazkem, uro mapa (xg,yo) sBIsieTCss ceyIoBoil Toukoil. [leiicTBu-

TEJIBHO,

f(@®9%) = inf f(a%y) =v="1=sup f(z,3°) > f(2°,5°).
yey zeX
Orcrozia ciielyer, 94To BO BCEX STUX HEPABEHCTBAX MOXKHO MOCTABUTD
sHakn pasercTBa. Takmm obpasom, (20,9yY) — cemmosas Touka. A
Wrpa B OpJISHKY, IPY KOTOPOil IIEPBBIl UI'POK 3aralblBACT YUCIIO
0 mu 1, a BTOpOi OTrajbIBaeT, ¢ MaTPUIIEH BBITIIAT

()

He MMeeT Ce/IJIOBON Touku. [l Hee HAMTYUIUN rapaHTUPOBAHHBIMA
pesy/bTaT Jjid IIepBOr0 MIPOKa paBeH: v = max;minja;; = —1, a
HAWJTY Y9I TapAHTUPOBAHHBIN PE3yJIbTAT /I BTOPOTO UIPOKa (T.e.
€ro MPOUIPHIII) PaBeH: U = minj max; a;; = 1. DTa urpa He uMeer
peleHus.

6.2. /loctaTo4HOEe yCJIOBUE CYIIeCTBOBAHUS
CeJIJIOBOII TOYKU

JlokazkeM JOCTATOYHOE YCJIOBHE CYIIECTBOBAHUSA CEJJTOBON TOUKMH,
CJIEJICTBUEM K KOTOPOMY SIBJISIETCS MUHUMAKCHAST TEOpeMa..

[IpemBapuTe bHO HAIIOMHMM, UTO TMOAMHOXKECTBO Z C R™ eBK/n-
JIOBOT'O MPOCTPAHCTBa R HA3BIBAETCS GHNYKAbLM, €CIU JIJIsT JTFOOBIX
TO4eK 2,2 € Z m moboro uncta 0 < p < 1 rouka pz + (1 —p)2’ € Z.

Oyukiys h(z), onpeje/ieHHasi HA BBIIYKJIOM MHOXKECTBE Z, Ha-
3BIBAETCH BBIIYKJION, ecu s JIo0bIX 2,2’ € Z u moboro 4mcia
0 < p < 1 BBINIOJIHEHO HEPABEHCTBO

h(pz + (1 —p)z') < ph(z) + (1 = p)h(2'). (6.5)
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®yuknust h(z) HA3BIBAETCST BOTHYTOM, €CJIM BBIIOJIHEHO HEPABEHCTBO
(6.5), rje 3HaK < 3aMEHEH Ha .

Teopema 6.2. [Iycmo X, Y - swnykasvie nodmmoosicecmsa R™ u R™
coomeememeento (20e n U m — NPOU3BOALHBIE HAMYPAALHBLE YUCAR),
Y — xomnaxm, pynxuus f(x,y) onpedeaena na X XY, npurnumaem
BEULECNBEHHBLE SHAMEHUA U 02PAHUMERA N0 AOCOMOMNHOT BEAUNUNE,
dyrnkuyua f(x, ) — ewnyraaa u nenpepvisnaa (no y) dasa kascdozo
anauenus x € X, f(-,y) — 6oenymasn das xascdozo snavenun y €Y.

Tozda

sup inf f(z,y) = inf sup f(z,y).
zeX yeY YeY zeX

ﬂonasame/bbcmso. IIo nemme 6.1 HaJa0 JO0Ka3aTb, 9YTO

inf sup f(x,y) < sup inf f(z,y).
yeY peXx zeX YeY
Homycrum gyt mpocrorst, uro f(x,y) € [0, 1].

QurcupyeM joctaTodHo Majoe € > 0 u jocraTodnoe OOJBIIOE
HaTypaJabHOoe uncyio n. U3 komnakTaocT Y cliefyer, YTo CyIIecTByeT
e-ceTh B Y, T.e. KoHewyHoe MHOKecTBo Touek {y!, ..., yV} Takoe, uro
KazKJiast TOUKA i € Y HAXOJUTCH B €-OKPECTHOCTH OJIHOM U3 TOUeK ¥’

Onpeie/inM 1ocC/IeI0BATeIbHOCTD TOYEK Y1, Y2, - .-, Yp € Y U TO-
CJIEJIOBATEJILHOCTD TOYEK T1, T3, ..., Ln € X pekypcusHo. IlycTh g
— mrobast rouka X. Oupenesum ipu t =1, ..., n

N . t—1 i
Syl o f(xs,yY)
y= " : (6.6)
S e Xiso fl@sy)
i=1

riae 1 = +/(8InN)/n u x; Boibupaercst Tak, 9T00bI OBLIO

flze,ye) = > sup fz,y) —

Tak kak GyHKIUSA [ ABJISETCS BBITYKJION 110 BTOPOMY apI'yMEHTY, MbI
MOZKEeM IIPUMEHUTH TeopeMy 4.6 ¢ dyukiueit morepb A(x,y) = f(z,y).
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[Tpumennm Teopemy 4.6. st sToro nopmupyem dbyuknuio f(z,y)
Tak, 9ToObl ee 3HaveHus Jiexkaju B uHrepsasie [0,1] (upubasum u
YMHOKHAM Ha IOJXOISAIINE KOHCTAHTHI).

B anropurme 9KCHOHEHIMAILHOTO B3BemuBanus (6.6) BeJmIuHbI
y® — IPOrHO3BI 3KCIEepToB, i = 1,..., N, x; — ucxonpl, t = 1,...,n, y;
— nporuoz Cmamucmurka. Ilo (4.42) mosy <M

n n
. . 1
;f(xtayt) < i:T},I.l,N;f(x“yl) + W

Henum 9TO HEPABEHCTBO HA N :
LS flanm) < }jf DRV ()
— mln . .
n v Tty Yt . Tty Y m

[Tonb3yeMcst BBITYKIOCTBIO (DYHKIUE f 110 BTOPOMY apryMEHTY U BO-
IHYTOCTBIO 110 TIEPBOMY, a TaKzKe uciosb3ys (6.7), noaydaem

inf sup f(z,y) <

yeY gex
S<sup fla,— D w] <
rzeX < Z )
<sup — > f(@,yr)
zeXx N Z
Zsupf 2, Y1)
t 1m€
1
Zf (T, ye) + —
n
InN 1
Cmin zm, LA

(6.8)



[Tepexo or 1-if cTPOKU KO 2-1i IPOUCXOJUT 110 OLPEJIETIEHIIO; TIEPEXO/T
or 2-it K 3-it — o BeiyKJI0CTU f(2,); mepexox ot 3-ii K 4-if mpoucxo-
JAT, TaK KaK CyIIPEMYM CyMMBI He ITPEBOCXO/IUT CYMMBI CYIIPEMYMOB;
repexoJt OT 4-if K 5-if MPOUCXOIUT IO ONPEIEeTEHUIO Xy; MEPEXO] OT
5-it k 6-if poucxoxut 1o (6.7); nepexox ot 6-i K 7-if TPOUCXOAUT 110
Borayroctu GyHkmuu f(-,y); mepexo or 7-ii K 8-if MPOMCXOAUT IO
OIIpeJIeJIEHNIO CYIIPEMYMA.
Taxum 06pa3oM, MbI JIOKA3AJIH, UTO JIJIA BCEX T

4 InN 1
inf sup f(z,y) < sup min z,y") + 1\ — + —.

Yerpemiisiem n K 66CKOHETHOCTH U TIOJTY IaeM

inf sup f(z,y) < sup min f(wvyi)-
yey 2EX zeX i=1,...,

Verpemnsem € — 0 u nosrydaeM

inf sup f(x,y) < sup inf f(x,y).
YeY zeX zeX YeY
Teopema mokazana. /A
JlokazaTeabCcTBO TeOpeMBI 6.2 COMEPXKUT METO/T, BBITUCIEHUS 1I€HbI
UTpBI, TaK KaK u3 1-if, 5-if u 8-it crpok HepaseHcTsa (6.8) ciemyer, 9To
n
sesmunna = S f (x4, y) ABJIAETCH KAK YTOIHO GIM3KIM IPHO/IIKEH -
n ty Yt YIOX p

t=1
€M K II€H€ UI'PbI IIPU JOCTATOYHO MaJIOM € U JOCTATOTHO OOJIBIIIOM 1.

6.3. CmenrtaHHbIEe pacHIUPEeHUsI MATPUIHBIX UTP

6.3.1. MuHuMakcHasi TeopeMa

[Tycts Tenmeppr X = {1, ..., N} uY ={1, ..., M}. CoorBercTByIo-
Iasi Urpa HasbiBaeTcs MaTpuaHoil. Pyukius Berpsima f(i,j) = a;;
MOKEeT OBITH IIPEACTABIEHA B BIIe MATPHUIIBL. 1]epBbIif UTPOK BBIOMpA-
eT HOMep CTPOKHU, BTOPOI UTPOK — HOMEp CTOJIONA, SJIEMEHT ;, j, HAXO-
JISIIIIUICS HA UX [epeCevYeHnt, ONPEJIE/ISIET BBIUTPHIII IIEPBOT'O UT'POKA,
U IPOUTPLIIT BTOPOLO.
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Cmewarmnoti cmpameaueti ITPOKa HA3BIBAETCST PACIIPE/ie/IeHue Be-
POSITHOCTEl Ha MHOXKECTBE ero xo10B. CMelaHHoe pacIIipeHue MaT-
puunoii urpsl (X,Y, f(z,y)) onpenensiercst kak urpa (X,Y, f(p,q)),
rme X — MHOXKECTBO CMEIIAHHBIX CTPATEruii IepBOro MIrpoka, ) —
MHOXKECTBO CMENIaHHBIX CTPATErWii BTOPOro UIpoKa, f (]5, (j) — cpen-
Hee 3HaYCHUE BBIATIDPBIINIA OTHOCUTEJIbHO MepPhl P X q :

N
X={p=(p, ..., pn): Y_pi=1, pi > 0};
=1
M
y={q= (a1, -, QM):Z%‘:L qi = 0};
=1

N M
F0:0) =Y i, j)pig-

i=1 j=1
Nmeer mecro MuamMakcHast Teopema JIxx. ¢pon Heitmana.

Teopema 6.3. Bcakxas mMampuyHas uzpa UMEEM, PEULCHUE 8 CMEULAH-
HOLL CMPATNE2UAL:

max min f(p, 7) = min max f(p, g).
Jlokasamenvcmeo. ocrarouno jnokasarb, uro dyukuust f(p,q)
UMeeT ceJJIoBYIO ToUKy. [Ipnmennm Teopemy 6.2. Muoxectsa X u )
— CHMIIJIEKCBI B €BKJINJOBBIX IIPOCTPaHCTBaX, IIO3TOMY ABJIAIOTCA BbI-
nykiasivu. Oyuknust f(p, §) — OuminHeiiHas 1 T09TOMY HEIPEPBIBHA 110

000MM apryMeHTaM, BOTHYTa M BBITyKJa 110 HUM. A\

3amedanue. MoKHO TaKKe pacCMOTPETH IIOC/IEI0BATEILHBIN Ba-
PUaHT UIPHI JBYX UIPOKOB: CHAUaJia TEPBBI UTPOK BHIOUpAET 3Jie-
MeHT p € X, HOTOM BTOpO#l UI'POK BbIOMpaer ¢ € ); IpHU 3TOM BTO-
POit UI'POK 3HAET BBHIOOP MEPBOr0O UTPOKa. B 3TOM ciiydae mepBblit Ur-
POK TO-TIPEXKHEMY IIPEJIIIOJIaraeT, 9T0 BTOPOil NTPOK CBOMM BBIOOPOM
Oy/JeT TBITAThCS MUHUMHU3UPOBATH €ro BhIUTpHINI. [losTomy ero om-
TUMaJIbHAsT CTPATErUsi COCTOUT B TOM, ITOOBI JIOOUTHLCSA TOTO, ITOOBI
JOCTHTAJICH MaXpe x Mingey f(P, ).
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[Ipu apyroit mocsienoBaTeIbHOCTH AefCTBUI CHAYA/Ia BTOPON WT-
POK BbIOMpaeT ¢ € ), a 3aTeM IePBbLI UI'POK, 3Has €ro BLIOOD, BHIOU-
paer p € X. 31eck BTOPOil UI'POK 3HAsI, ITO [IEPBBIl UTPOK B OTBET HAa
ero xoJ OyIeT MaKCHMU3UPOBATH €ro IIPOUTPHIII, BEIOEPET CBOI XOJI
g € Y Tak, 4Tobbl gocTuraics mingey maxzex f(p, q).

D sToMm ciydae mo-npexHeMy JIeHCTByeT MUHUMAaKCHasi Teope-
Ma 6.3:

max min f(p, g) = minmax f(p, q).
max min f(p, ¢) = min max f(p, q)

6.3.2. Hucrple cTpaTeruun

Pacemorpum marpuunyto urpy na X = {1, ..., N}, Y ={1, ..., M}
¢ dbynkrmeit Berurpeima f (4, j) = a; j. IlpuBeem Tpu mpocThIX yTBEp-
JKIIEHHUsI, KOTOpbIe OoJlee JeTAJIBHO OIUCHIBAIOT CTPYKTYPY OITHMAJIb-
HOT'O PelleHUs] B TePMUHAX YUCTLIX CTPATEruil.

O6osnauanm 1; = (0, ..., 1,..., 0) — wucmyro cmpamezuro, KOTO-
pas npeacrasiser coboil pacipeaeacHue BeposaTHOCTEH Ha MHOYKECTBE
X, cocpenorouentoe Ha i € X (BekTop jyuHbl N, y KOTOPOIO -5 KO-
opjiMHaTa paBHA 1, OCTajIbHbIE KOOPIMHATHI paBHbI (). AHAIOIUIHBIM
00pa3oM paccMaTpUBAIOTCS YUCTbIE CTpaTeruu Ha Y. 3aMeTuM, 4To

f(1,15) = f(i,7) = aij.

Teopema 6.4. /[as mozo wmobvw napa cmewarnwox cmpamezut (p*, ¢*)
bvina pewenuem (cedao8ots moukoll) CMEWAHHO20 PACUWUPEHUSA MATN-
puunots uepv, (X, f), neobxrodumo u docmamouno, wmobv, 6vinoA-
HANOCH HEPABEHCIMEO

fa. @) < f(0°.@) < f(P". 1) (6.9)
onsscexi € X ujey.

Joxazameavcmeo. HeobxomumocTs ciemyer u3 Teopemsul 6.1. JIna
JIOKa3aTeTLCTBA JOCTATOTHOCTH 3AMETHM, UTO KaXKIas CMeNTaHHast
crparerust p = (p1, ..., PN) MATPUYHON UTDBI SIBJSETCs JIMHEHHOI

N
KOMOMHAIME YUCThIX cTpaTeruii p = » | p;l;, aHAJOrHIHBIM 06PA30M
i=1

317



M
IIpeJICTaBJIeTCs CMELIaHHad CTpaTerus ¢ = Z qj1;. Ilosromy moxK-
j=1
HO PACcCMOTDEThH JIBAKJIbl JINHEHHY0 KoMOuHaIuio HepaseHcTsa (6.9).
[Tosryunm
N N
FB.0) = pif(Li,q) <Y _pif(0".7) = £, 7).
=1

i=1

M
F@T) =Y aif(0".7) <D a;f (0" 1) = f(7".q)
j=1

j=1
Jyist Beex p u . OTcrona mojiydaeM yCJIOBUE CEJJIOBOIM TOUKU:
fp,q") < f(*,q") < f(",q)
JJIST JTIOOBIX P U §. AN\

Teopema 6.5. /Jlaa cmewanho2o pacuupenus npoudsosbHot Mam-
PUYHOT U2PVL CNPABEAAUBHL COOMHOULEHUSA

min f(p, q) = min f(p, 1;),

max f(p,q) = max f(1;, ).
Loxasameavcmeo. O4eBUIHO, YTO

min f(p, q) < mjinf(@ 15),

mng(ﬁ,(I) > max f(1;, q)-
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[TpoTuBOIIOI0KHOE HEPABEHCTBO CJIEIYET U3 HEPABEHCTBA

N M
F0.0) =Y aijpig; =
i=1 j=1
M N
= Z Zai,jpz qj P
j=1 \i=1
N M

N
= mjianiam = min f(p:15),
=1

KOTOPOE UMEET MECTO sl JIIOOOI0 §. DTO HEPABEHCTBO O3HAYAET, YTO
MUHUMYM B3BEIIIEHHON JINMHEWHONW KOMOWHAIIMYM JOCTUTAETCsI, KOTJIA
BECh BEC COCPEJOTOYEH Ha HauMeHbIneM djieMmenTe. CreoBaTe/IbHO,

min f(,q) > mjin f(D,15).

Bropoe HepaBeHCTBO HOKa3bIBAETCS AHAJOTUIHBIM 00pa3oM. /A
N3 310l TeOpeMbI Oy IaeM

CiaencrBue 6.1. B cMmewaHHom pacuuupeHul, npouseoavhot Mam-
PUNHOT, UZPDL BVINOAHEHO PAGEHCTNEO

v =maxmin f(p, 1;) = minmax f(1;, q),
p 7 q 7

2de v — snavenue uepol.

Haiinem perenne urpbl B OpJISIHKY B CMEIIAHHBIX CTPATETHsX.
Marpuria BbIILIAT 3TOH Urpbl Tuma (2 X 2) uMeer BH/L

()
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Cwmemannble crparernn 3roit urpsl: p = (p,1 —p) u ¢ = (¢,1 — q), a
CpejiHee 3HAYCHNE BLIMIPLIIIA UMEET BULL

2
fB.0) =) aijpig; =

ij=1
=q(-p+1-p+(1-q(p—(1-p)=

)

CpeﬂHee 3HAYCHNE BbIAT'DbIIIA:

f(p,q)=—4 ( — ;) (q - ;) (6.10)

[IPEJICTABIISET CODOIl ypaBHEHUE OJIHOIOJIOCTHOTO IUIIEpboIon/Ia.
[IycTn

I[To cireperBuio 6.1 pereHe UrPhI JJOCTUTAETCST B TOUKE P*, Ha KOTOPOii
v(p) AOCTUTAET CBOErO MaKCHMyMa — 9TO p* = %

AHaJIOrHYHble PACCy K/IeHUs I0Ka3bIBAIOT, YTO ¢* = 3. 3HaueHue
urper: v* = f(p*,q*) = 0. Touka (p*,¢") sBAsieTCst ceTIOBOI TOUKOI

oznmonosocTHoro rurepbosonna (6.10).

6.3.3. Pemntenne marpu4dsHoii urpsl Tuna (2 x M)

JI71st HaxOXKeHnsT PeIIeHuit B CMEIIAaHHBIX PACIIHPEHUIX MATPHIHBIX
urp (2 x M) (mmm (N X 2)) MOXKHO HCIOJIB30BATh I€OMETPHYCCKOE
npescrasienue crpareruit. CoracHo ciaencTsuio 6.1 3Hadenne Takoit
UTPBI PABHO

v =max min (aj jp+az;(1—p)).

ax min (10 + a2(1 - )

3/ech nepBblil UIPOK BBIOHPAET CMEIIAHHYIO CTPATETHIO — PACIIPeie-
JeHne BepositHOCTe p = (p,1 — p) Ha CTPOKAaX MaTpPUIBL, & BTOPOIl
UT'POK BLIOMPAET YUCTYIO CTPATErUIO — CTOJIOEI] j MATPHUIIBI.
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BH&LII/IT7 JJIA HaXO2KJJICHN A SHAYCHUA NT'PHI 1 €€ PEIICHUA IJId T1eP-

BOI'O UI'PDOKa HaJd0 IIPOCTO HallTu 3Ha4YeHUe P = p*, opu KOTOpPpOM

byHKIHST

v(p) lgjng%(aldmaz,]( P))

JIOCTUraeT CBOEr0 MAKCHMAaJIbHOIO 3HadeHusi Ha orpeske [0, 1]. Dro
sHavenue v(p*) u OyueT 3HAUEHUEM UTDBL.
J1s1 HaXoXKIeHusl peleHns CTPouM Bce M TPSMBIX BUJIA

Lj(p) = aijp+ az;(1—p),

rej=1, ..., M.

Hnst kazxzoro p € [0, 1] 1poBouM BEepTUKATIBHYO HPSIMYIO JI0 Tie-
pecedeHnst ¢ UPSIMOl ¢ HAUMEHBIIUM 3HAYEHUEM OpPJIUHATHI. TOYKH
nepeceveHusi 06pas3yoOT JOMaHYO JIUHUIO Y = v(p) — HudHCHI00 02uba-
WY IS BCEX STUX TPSIMbIX. BepxXHsis TOUKa HUXKHEH orubarorieit
olpe/iesisieT ONTUMAJIBHYIO CTPATEruio epBOro Urpoka (ee adbcruceca
p*) u 3navenue urpsbl (opauHaTa TOUKH v(p*)).

Bazaga. Haiitu pemenne cMemaHHOTO PACIIUPEHUs MATPUIHON

7 3 31 -1 0

-1 -1 10 5 3/
Crpoum Bce mpsmble Buga Lj(p) = aijp + az;(1 — p) npu j =
1, ..., 6

UTPBI:

Li(p) = Tp— (1 - p),
La(p) = 3p — (1 —p),
L3(p) = 3p+ (1 —p),
L4(p) = p,

Ls(p) = —p+5(1 — p),

Crpoum HIKHIOIO orubaortyo. Touka p* siBjsieTcst TOYKO epecede-
HUS OPIMOit 4 1 psiMoii 5, T.e. pemaeM ypasrerne p = —p+5(1 —p).
Monyuaem: p* =5/7, v(p*) =5/7.

It HaXOXKIeHUsT ONTUMAJILHONW CTPATErnd BTOPOTO HIPOKA KC-
MMOJIb3YEM CJIETYIONLYIO TEOPEMY.
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Teopema 6.6. ITycmo (p*,q") — pewenue mampuunol uepov 6 cme-
WAHHBLT cmpameuar, v* — 3navernue uepoi. Tozda

e uz p; >0 caedyem f(1;,q*) =v*,
e u3 qj >0 caedyem f(p*, 1) = v*.

Jloxazamenvcmeo. JTokaxkem nepsoe yTBepzKaenue. [1o onpeerne-
mmo f(1;,¢) <v*,i=1, ..., N.

HorycTum, uTo cymecTsyer ig Takoe, ato p; > 0 u ojHOBpeMen-
Ho f(1l;,,q") < v*. PaccmorpuM JinHeliHY 0 KOMOUHAIIMIO HEPABEHCTB
f(1;,7*) < v* ¢ koapdurmentamu p}, i =1, ..., N, u, Tak KaK 0JHO
U3 CKJIa/IbIBAEMbIX HEPABEHCTB SIBJIAETCS CTPOTUM, IIOJIy UM

N
V= f0G) =Y f(L )P < vt = F(5.T).
=1
DT0 MPOTUBOPEUNE JTOKA3BIBAET MIEPBOE YTBEPIKIEHNE.

BTOpOG yTBEPXKACHNE NJOKa3blBacM aHaJIOTHTYIHO. JAN

CaenctBue 6.2. [Iycmo (p*, §%) — pewenue mampuunotls uzpv 6 cme-
WAHHOIE cmpame2uaz, v* — 3navenue uepo. Toeda

e us f(1;,¢") < v* caedyem pf =0,
o us f(p*,1;) > v* caedyem qj = 0.

Yenosue f(p*, 1) = pay j+(1—p)ag,; > v* 03HATaeT, 9TO COOTBET-
CTByIOmAs paAMas B TOYKE p* IIPOXOIUT BBINIE TOYKH IIEPECEICHUST
(IBYX) IPSAMBIX, HA KOTOPBIX JOCTUTAETCS 3HAYEHHUE UTDDI.

BapepmmM peleHne 3aadnd — HalieM ONTUMAJILHYIO CTPATETHIO
BTOPOI'0 UI'POKA.

Hons 1-it, 2-it, 3-if, 6-if umcrbIX crpaTeruii Broporo urpoka (T.e.
COOTBETCTBYIOIIUX TIPSAIMBIX) BBIIIOJHIETCS HEPABEHCTBO

f(*,1;) = Lj(p*) > v*

mpu j =1,2,3,6.
ITo caeacruio 6.2 1jist ONTUMAJILHON CTPATErUU

7 = (41,96, 95,9, %, %)
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oyner ¢ =0,¢5=0,¢3=0,¢5=0,q1 =q¢, ¢5=1—q.

[Tycrs Tenepb MepBLI UIPOK BBHIOMpAET YHCTYIO CTPATErWio Ha
CTPOKax — OffHy U3 cTPoK ¢ = 1,2. Bropoit urpok Beibupaer cMernraH-
uyto crpareruo ¢© = (0,0,0, ¢}, 1 — ¢}, 0) ua crosbrax. Torna

v* = min max (a;4q + a;5(1 — q)) = Inax(a2 aqy +ais(1—qi)).

q 1<6<2 1<i<2

Hnst j = 4,5 nonywaem: ¢f —(1—¢q3) =5/7ub5(1—q}) = 5/7. Orciona
P =06/7, ¢ =1/1.

[TosiHOE perienme UTPhbl UMEET BUT,

o (B2)
7T
0),

1
777

~

| ot

6.3.4. Pemrenue urpsr tuna (N x M)

B obmem ciydae paccMaTpuBaeTCst MaTpUYHAasd Urpa ¢ MaTpUIEit
A= (ajj), tnet =1, ..., N, j =1, ..., M. Bes orpanudenns
OOIIHOCTU MOXKHO CYMTATh, YTO BCE 3JIEMEHTHI Marpuipbl A cTporo
[IOJIOXKHUTEJIbHBL; I09TOMY 3HAYEHUE U UI'Phl B CMEIIAHHBIX CTPATEIH-
AX TaKyKe CTPOro HOJIOMKHUTEIBLHO.

ITo crieperBuio 6.1 B cMeITaHHOM PACIIUPEHUH TPOU3BOJILHON MaT-

PUYIHOIT UTPHI BBITIOJTHEHO PABEHCTBO

v = maxmin f(p, 1;) = minmax f(1;,q), (6.11)
P a i

rjge v — 3HaYeHHe Urpbl. 1103TOMYy CyIIeCTByeT CMemaHHas CTpaTe-
rusgt p = (p1, ..., PN) HEPBOrO UTpoKa, Takasi, 4to f(p,1;) = v aus

! st Toro 9T06BI 9TOr0 OGHTHCS, JOCTATOYHO IPHGABATL HEKOTOPYIO JOCTa-
TOYHO GOJIBIIMYIO TOJIOKUTETbHYI0 KOHCTAHTY K KAaXKJIOMY 3JIEMEHTY IIJIaTeXKHOM
MaTPHUIBI UT'PHI.
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7000# uncToit crparernn 1; Broporo nrpoka. Mubivm cioBamu, BbI-
MOJTHAIOTCS yCJIOBU ST

N
Zai,jpi >UHij: ]-a LR Mo
i=1
N
sz' =1,
i=1
pi=0umpui=1, ..., N.
Beeniem obosnavenust x; = p;/v, i = 1, ..., M. Torma sru yciaosusi
[PEBPAIIAIOTCS B COOTHOIIEHUST
N
Zai,ja:i = 1 HpI/Ij: 1, ceey M,
i=1
N
in =1/v,
i=1
ziz0mpui=1, ..., N.

3ajia4a IOMCKa pelleHns] B MATPUYHON MI'De CBOIAUTCI K 3ajade Jid-
HEWHOTO NPOrpaMMUPOBAHUA: HAUTA T1, ..., LN TAKHE, 9YTO

N
g T; — min
i=1

IIPU yCJIOBUAX

N
ZCL@J@'Z’ >lopuj=1, ..., M,
i=1
ziz20umpui=1, ..., N.
ITo (6.11) cymecrByer cMemannast crparerust ¢ = (qi, ..., qnN)

epBoro Urpoka, takasi, 4ro f(1;,q) < v ams maoboit aucToii crpare-
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Irmn ].l IepBOT'O UT'POKa. Nnpivn CJIOBaM#, BBIIOJITHAIOTCA YCJIOBUA

M
Zai,jqj <’UHpH’i=1, ey N,
j=1
M
> =1
j=1
qgi z0mpn j=1, ..., M.
Bsenem oboznadenus: x; =gqj/v,j=1, ..., M. Torna stu yciaosus

ITPEBPAIIAIOTCS B COOTHOIIEHU S

M
Zai,jmgélnpmizl, ..., N,
j=1
M
> =1/v,
j=1
x}}Onpnjzl, ..., M.

3ajlada MOUCKa PENIeHns B MATPUYHONU MIDE CBOIUTCH K 3aJade Jiv-
HEHHOro IpOorpaMMUPOBAHUS: HafiTH &), ..., T, Takue, 410

M
E a:; — max
Jj=1

Ipu yCJOBUAX

M
> aigzj<lupni=1, ..., N,
=1

I
—

xé}Oanj

910 — 3aja4a JUHEHHOrO IPOrPAMMUPOBAHU, ABONCTBEHHAs K
IpsIMOI 3aj1a4e JijIsd IepeMeHHbIX T;, ¢ = 1, ..., N.
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6.3.5. Koneunasa nrpa mex;1y K urpokamu

B obmmem cirydae konednast urpa Mexkay K UTpoKamu B HOPMAAbHOT
dopme onpegeinsiercs: caemyomum obpaszom. Urpok k € {1, ..., K}
nMeerT Ni BO3MOXKHBIX CTpaTeruii (XOJ0B MM YHUCTBIX CTPATEruii).
[ycts i = (i1, ..., ix) — HEKOTOPHIt HAGOp cTpareruii Beex K urpo-
KoB, rzie i; € {1, ..., N;}, =1, ..., K.

Tora somrpbim k-ro nrpoka obosnadaercs f(i) = fF(iy, ..., ix)
(B IpyToii OCTAHOBKE ero moTepy pasHbI — fF(7)).

Cmewarnan cmpamezua k-ro UTpoKa — 9TO PaCHpPEJICJICHAE Be-
posrtiocreit pF = (p}, ..., p’jvk) HA MHOYKECTBE BCEX €ro CTpaTeruii

{1, ..., Ng}. Buecob pé‘? — BEPOSITHOCTb BBIOOPA UT'POKOM CTPATErUu
j € {1, ceey Nk}

ITycts 1 ko ciaydvaiiHass BeJIMYUHA, TPUHUMAIOIIAs 3HAYEHUE | €
{1, ..., Ny} c BeposiTHOCTBIO PE.

Hycrs I = (I', ..., I*) — pexropmas ciywaiinas BejmumHa,
LPEJICTABJISIONIAs HADOpP CTpaTeruii Bcex UIPOKOB. SHAYEHUSIMU Ta-
KOOI CJIy4allHOI BEJMYUHBI ABJIAIOTCH BEKTODbI i = (i1, ..., iK), TOE
ije{l, BN Nj},jzl, ..., K.

OOBIYHO MPEIIIoIaAraeTCs, ITO CIyIaliHble BEeJTUIUHbI | LR £
HezaBHCUMBL. Ha MHOXKecCTBe BEeKTOPOB I pacCMATpPHBAETCS BEPOSIT-
HOCTHadA Mepa T = ﬁl X e X ﬁK , KOTOpad oupeiesigeT BepOATHOCTD
3JIEMEHTAPHOIO UCXOJIA | = (i1, ..., 1K), PABHYIO IPOU3BEJICHUIO Be-
POATHOCTEN MCXOJI0B:

F(i):ﬂ'(f_:g)zpill' pff{

MaTtemaTudeckoe 0KuJIaHNe BBIUTPHIIIA k-TO UT'POKA PABHO

Ex(fM(D) =Y w(i) ) =

K
Ny Nk

i1=1 ig=1

PasnoBecue H»amma. Habop cMemannbix crpareruii Bcex K ur-
POKOB



Has3bIBaeTCst pasHosecuem Hsowa, ecan mgiast moboro k =1, ..., K n
m000ii cMeInanHoii crpareruu p’ k oyaer

Ex(f*) = Ew(f°),

IJie CTpaTerus

=, .., P )
[OJIyY€eHa U3 CTPATEruH 7T 3aMeHOl BepOSITHOCTHOTO pPacIpejieIeHust
k-ro urpoka p* Ha apyroe pacmpesnenenue ¥,

MoxkHO CKa3aTh, 9TO €CaM 7 — pasHOBecwe Hamra, To HEKaKOMY
UTI'POKY HE BBITOJHO U3MEHSITh CBOIO CTPATErUIO, eC/IU JPYrue UIPOKH
HEe MEHSIIOT CBOM CTPATErUH.

Munumakcuast reopema JIxx. don Heifimana siByisiercst 9acTHBIM
cJly9aeM yTBEPXKJIEHNsI O CyIIeCTBOBaHNN pasHoBecust Hama s ciry-
Yyasi UIPbl ¢ HYJIEBOW CYMMOI JIIsi JIByX WIPOKOB. B 3ToM cirydae
byHKIUN BRIMTpHIIIEH Urpokos pasubl f1(i,5) = f(i,7) u f2(i,j) =
—f(4,7), e f(i,7) — dyHKIUS BEIMTPBIIIA B UTPE JABYX JIAIL C HYJIE€BOI
CYMMOI.

B wacrrocTH, ceposast Touka (pY, ¢°) B urpe IByX JIHIL B CMeTIaH-
HBIX CTPATErusax ¢ HyJIeBoii cyMMOil siBsieTcst papHoBecuem Hara, Tak
KaK JIs JTIIOOBIX CMENIAHHBIX CTPATETHil P U ¢ BBIIIOJHEHO

0,8 < @, < @, a),

rie f(p, ) — MaTemaTHIECKOE OXKUJIAHUE BBIUTPBIIIA [IEPBOTO UI'POKA,
a — f(p, §) — MaTeMaTHIECKOE OKUJIAHIE BBIMIPBIIIA BTOPOTO UIPOKA.

B cirygae urpnt AByX JIMI] C HYJIEBOI CyMMO MHOYKECTBO BCEX PaB-
HOoBecuit Hamra onmcano B ciaemyromeM yTBEPKIEHUN.

IIpengioxkenne 6.1. Ilapa (p*,q*) aAsasemcsa mouwkoll pasnosecus
Howa 6 uepe deyx auy ¢ nyaecoti cymmoti mozda u moavko moada,
xo2da

q* € {g: min f(p,q) — max},
P

p* € {p: max f(p,q) — min}.
q

Jlas 10600 maxot napo (p*, %) ewnoaneno f(p*,q*) = v, 2de v —
yeHa u2poL.
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JlokazaTeabCcTBO mpejioxkenus 6.1 MperocTaB/IsgeTcs: YUTATENO B
BHUJIE 3aJIaYH.

B obmem ciyvuae konedHOU Urpbl K UTPOKOB UMEET MECTO CJIETy-
oITAasi OCHOBHASI TEOPeMa.

Teopema 6.7. Kaotcdasa xoneunaa uepa umeem no xpatinet mepe 00-
1o pasrnosecue Hawa.

JlokazaTeabCTBO 3TOi TeopeMbl OCHOBAHO Ha UCIOJb30BAHUHI TEO-
peMmbl Bpayspa o HenmogBUXKHOI TOYKeE.

ITpuBemem nmpumeps! urp u papaoBecuit Hamra. PacemMorpum urpsi
JIBYX UIPOKOB, KaXKABI U3 KOTOPBIX UMEET IBE CTPATETHH.

IIpumep 1. IlepBas urpa — patnee pacCMOTPEHHAs UI'PA B OPJISTH-
Ky, B KOTOPOil IepBbIii UI'POK 3arajbiBaer 4dncjao 0 wiam 1, a Bropoii
OTra/IbIBacT, C MaTPUIEH BBIILIAT

-1 1
(34
OTa urpa ¢ HyJEBOH CyMMOIl UMeeT pellleHre B CMEIaHHBIX CTpaTe-
IUAX: JJIsl IIEPBOIO U BTOPOr'O UI'POKaA COOTBETCTBYIONINAE CMEIIaHHbIe
crparernn umeror sug p* = (3,1 u ¢ = (3,3). Dro pemenne u
SIBJISIETCSI €MHCTBEHHBIM paBHOBecmeM Hama B 3Toi urpe.
Mpb! nepenuiiieM MAaTPUILy BBILIAT 3TOW WI'Pbl B BUJE TaOJIUIbI

0oJtee OOIEro BUIA:

Xom | 0

0
1 (1,-1) | (-1,1)

IIpumep 2. JIBa urpoka pemraior UJITU Ha KOHIIEPT CJOymIaTh Da-
Xa WM WJITU Ha KOHIEPT ciayinark llenmeperkoro. OauH mpeamoan-
Taer ciaymarb baxa, a apyroit Ilemmepenkoro. Ilpm sTom, oba omm
MPEIMOYUTAIOT UITH BMECTE HA OJIMH KOHIIEPT, YeM KaXKJIOMY Ha CBOIA
Kourept. TabJinia npearnoYTeHnit UMeeT BU/I:

Xox bax | Ilenneperkuii
Bax (2,1) | (0,0)
[Mennepenxwuii | (0,0) | (1,2)




Nwmeercst nBa paBHOBecust Hala B YHCTBIX CTpaTerusX B 9TOH uUrpe
(B,B) u (IT,IT).

IIpumep 3. /IBa urpoka »KuUBYT B COCETHUX KOMHaTax. Kaxk-
JBI MOXKET CJIyIIaTh I'POMKYIO WM THUXYIO My3bIKy. KasK bl HTpok
[PEJIIIOYUTAET CJAYIIATh 'POMKYIO MY3bIKY, & TaKzKe, YTOOBI €10 coce/]
CIyINAJI TUXYIO MY3bIKY. Tab/uia npeamodTeHuil CTeeHn I'POMKOCTH
uMeeT BUI:

Xog Twuxo | I'pomko
Tuxo (3,3) | (1,4)
I'pomko | (4,1) | (2,2)

B s70ii urpe umeercst ToJIBKO 0JIHO paBHOBecue Hara. DTo qucras
crparerns (I,[") (;oxkazaTenbcTBo B BUe 3aa0m).2

KoppenupoBanHoe paBHoBecue. O6061enneM pasaoBecusi Ha-
& SIBJISIETCST KOppeJinpoBaHHOe paBHOBecre AymaHa. Pacipeenenne

BeposTHOCTell P Ha MHOYKECTBE

K
I - o)
k=1

BCEX BO3MOKHBIX HAOOPOB ¢ = (i1, ..., i) ), COCTABJIEHHBIX U3 BCEBO3-
MOKHBIX cTpaTeruii Bcex K MIPOKOB, HA3BIBACTCS KOPPEAUPOSAHHbLM

pasrosecuem, ecau iyt Beex k =1, ..., K u auga goboit dbyHKimn
h:{1, ..., Np} = {1, ..., Ni} Gyuer

Ep(f*@) = Ep(f*(h(ir),i-x)), (6.12)

2Jra urpa TaKKe HA3LIBACTCS “IUIeMMa 3aKIi0deHHoro”. JIBoe m3ommpoBam-
HBIX JAPYL OT JApyra 3aKJIIOYEHHBIX IOJYYal0T HAMMEHbBIINE CPOKU 3aKJIIOYCHS
(BbrpbII — 3), ecm 06a He HpU3HAIOTCs B coBepiieHHoM npecrymuiennn — (T,T).
B 10 ke BpeMmsi, Kaxaplii u3 HuX Oyger ocBOGOXKAEH (BBIUTDHIN — 4), ecm 1upu-
3HaeTcs caM u Byzer ceumerenberBoBaTh nporus apyroro — (T,1), (I,T). dpyroit
3aKJIIOYEHHBI, €CJIM OH IIPX 9TOM HE NPU3HAJICS, HOJIYIUT 3HATUTEILHO OOJIBIIHIA
cpok (Beurpeim — 1). Hu o1uH M3 3aK/IIOYEHHBIX HE 3HAET TOYHO, YTO CIEIAET
apyroii. s xaxknoro 6esonacuee Beero npusHarbesd — (IL[Y) u nosmy4urs BbIAr-
PBIIIN IO 2 KaXKIBIi.
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rje BeKTop ¢ = (41, ..., i) PACIPEIETICH B COOTBETCTBUU C BEPOST-
HOCTHBIM pacupeneienueM P, a Takxke

= (’517 vy U151y - lK)
(h(Zk), Z—k) = (Zla sy U—1, h(Zk)v ht1s ) ZK)'
B ornuume ot paBuoBecust Hamma Besmmdaunbl i, 0oJiee HE CUUTAIOTCS
HE3aBUCUMBIMU, & BEPOSITHOCTHAS Mepa P He siBJIsieTCs IPOU3BeIeH M-
€M Mep — CMEIIAHHBIX CTPATEruil UT'POKOB.

Chenymomast JeMMa JaeT SKBUBAJEHTHOE OIMCAHUE KOPPEIUpO-
BaHHOTO PABHOBECHUS B T'€OMETPUYECKNX TEPMHUHAX.

Jlemma 6.2. Pacnpedeaenue sepoammuocmeti P na muoocecmee

K
[T -, e}
k=1

nocaedosamenvrocmeti cmpameautdi muna i = (i1, ..., ig) AGAA-
EeMCA KOPPEAUPOBIHHBIM PAGHOBECUEM M0200 U MOALKO Mmo2da, Ko-
2da das waotcdozo uzpoka k € {1, ..., K} u wmobwx cmpamezui
7,5 € {1, ..., Ny} ewnoaneno
> PEE) = 4G iw) =0, (6.13)
Q=4
-/ 3 . . -/ . .
ede (7'yi—g) = (i1, «ovy k1,7 sk, «--y IK).

Yenosue (6.13) moorcno sanucams maxoice 6 sude:
E(f*(@)ir = 4) = B(F*(' i-r)lix = j),

2de E — ycao6H0e MAMEMAMUNECKOE 0AHCUOGHUE OTNHOCUMENDHO PAC-
npedeaenus P.

Jlokasamenvcmeo. Yciosue (6.12) KoppesmpoBaHHOTO DABHOBECHSI
SKBUBAJICHTHO COBOKYIIHOCTH YCJIOBHIA:

Z P@@)(f*(@) = f*(h(ix).i-x)) = 0, (6.14)

330



e k € {1, ..., K} u h — upousBosbHas dOyHKIUS THIIA
h:{l, ey Nk}—>{1, ey Nk}

Hns npoussosbubix 7,5 € {1, ..., Ni} paccmorpum dyukuuio h,
rakyto, uro h(j) = j' u h(ig) = ix aua Beex i # j. Torma B cym-
Me (6.14) ocTanyTCs TOJIBKO CaraeMble, COOTBETCTBYIOINIHE Habopam
i, B KOTODBIX i} = j, & B OCTAJIbHBIX CJIaraeMbIX COOTBETCTBYIOIINE
pasnocTu cokparsarcs. Takum obpasom, cymma (6.14) npeBparurcs B
cymmy (6.13).

B obpaTHyto CTOpOHY, yTBEP:KI€HNE TPUBHAIBHO. /A

Kaxoe ycsoBue Tuna (6.13) 3a/1aeT 3aMKHYTYIO [OJIYILJIOCKOCTD,
IIO3TOMY MHO2KECTBO BCEX KOPPEJINPOBAHHDBIX paBHOBeCI/Iﬁ npejacraB-
JisieT coboil 3aMKHYTBINH BBIMTYKJIBIH MHOTOTPDAHHUK B MPOCTPAHCTBE
Bcex mep Ha Muoxkectse | [p_ {1, ..., Ni}.

[Tycts P — HEKOTOpOE pacipeiesieHne BepOATHOCTEH Ha MHOYKe-
cree [[7 {1, ..., Ni} u j € Ay mrs mexoroporo 1 < k < K.
O6o3naunmM mocpeacrBom P_;(-|ix = j) cooTBeTcTBYIOIIEE YCIOBHOE
paclpeJieleHe Ha MHOKECTBe Hf:l s #k{l, ..., Ng} npousBosbHBIX
HabOPOB i_j M3 ITOIO0 MHOXKECTBA IPU M3BECTHOM i, = j. BBemem
Tak)Ke 0D03HAUEHUE

FHG L PorClie = 9))) = B pineiyy (PG 1-1)-

Bynem tak:ke mucarh 60Jiee KOMIAKTHO:

fk(j/7 P*k) - Ep_k(fk(jlag*k))a

HMest BBHLY, 9TO P_j, €CTh pacipejiesieHne Ha i_j, TOPOXKICHHOE Pac-
npenenenueM P nipu yciaoBuu iy = j.

Teneps MoxkHO 3ammcarh yeaosue (6.13) KOppeanpoBaHHOTO PaB-
HOBECHs B 9KBUBAJIEHTHOI popme:

CaencrBue 6.3. Pacnpedenerue seposmuocmeds P na mmoocecmese

K y y =

[[—:{1, ..., Ni} nocaedosamenvrocmetc cmpameeuic muna © =
(i1, ..., 1K) ABAAEMCA KOPDEAUPOSAHHLIM PABHOGECUEM MO020a U
moavko mozda, Ko2da das Kastcdozo uzpora k € {1, ..., K} u amobwx
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empameauti j,j' € {1, ..., N} evinoaneno 3
J*G PoilClin = 9)) = mas f2, PoClin = ). (6.15)

CymecrBoBanue paBHoBecusi Hatra B j11000ii KOHEYHON Urpe o3Ha-
YaeT, 9TO KOPPEeJUPOBAaHHOE PABHOBECHE CYIeCTBYeT. MHOXKECTBO BCex
KOPPEINPOBAHHBIX PaBHOBECHIT Oojiee oOIIMpPHOE U UMeeT Dojiee Mpo-
CTOE OIMCAaHUe, 9YeM MHOXKECTBO BcexX paBHoBecuit Hara.

6.4. 3agaum u ynmpa kKHeHU

1. loka3aTh, 9TO B CMEIIAHHOM PACITUPEHUN TPOU3BOJIHLHON MaTPUU-
HOIl WIPBI NPOM3BOJIbHAS MAKCUMHUHHAS (MUHMMAKCHASI) CTPATErHUsI
OJTHOT'O UTPOKA JOCTUTAETCS MPU YUCTON CTpATErnu JPYTroro UTPOKa:

o (p,q") = max f(1:,°), (6.10)
rie (p*,q") — pemenue urpsl (cemyioBast TOUKa).

2. Jlokazarp mpemiioxkenne 6.1.

3. Jokazars, uro B urpe u3 IIpumepa 2 (pasuesn (6.3.5)) nmeercs
TakyKe paBHOBecue HsIa B CMEIIAHHBIX CTPATErusiX: MEPBBIA UIPOK
BbIOMpaeT B ¢ BEpOsiTHOCTHIO % u I ¢ BeposITHOCTBIO %; BTOPOI UT'POK
BeIOUpaeT b ¢ BeposiTHOCTHIO % u Il — ¢ BeposiTHOCTHIO %

Nmerorest mu gpyrue pasHoBecusi Hamma B 910t urpe?

4. Hokazarh, uro B urpe u3 [Ipumepa 3 (pasuesn (6.3.5)) umeercs
TOJIKO OJIHO paBHOBecue Hama. Dr1o uncras crparerus (I'\I).

5. Ilokazarhb, YTO TPOM3BOJIbHAS BBLINTYKJIas KOMOUHAIUS PaBHO-
Becuit Halma siBjisiercst KOppeupoOBaHHBIM PABHOBECUEM.

3310 ycoBue GymeT HCHOMB30BATLCS B JAIBHEHIIEM B KAdeCTBE OIIPe/eIeHns
KOPPEJINPOBAHHOTO PABHOBECHUS.
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I'maBa 7

Teoperuko-urponasi
NHTEepIIpeTannsd TeOpun
BEPOATHOCTEN

B 9T0ii riaBe Mbl paccMOTPUM HOBLIIT TEOPETUKO-UIPOBOIl HOAXOJ, K
Teopuu BeposiTHOCTel, peyioxkennblii Boskom u [eiidbepom [31].

B pamkax sToro nojaxoia popMyIUpPYIOTCH UTPhI, B KOTOPBIX, IIPU
OIIpeaeJICHHBIX yCHOBI/IHX, BLITIOJIHEHBI pa3/INYHbIEe 3aKOHBI TCOPUN Be-
positHOCTeii. [IpuMepbl TAKMX 3aKOHOB — 3aKOH OOJIBIINX YUCE, 3AKOH
ITIOBTOPHOTO Jorapudma, meHTpaJIbHas MpeebHast TeopeMa u T.1I.

Urposasi unTepnperarus Teopun BepositHocreil u3 kuuru [31] 6y-
JIeT IPOJIeMOHCTPUPOBaHa B pasze/e 7.1 Ha IpuMepe 3aKoHa 60JIbIITIX
quCeI.

B pamKax 3TOro mojxo/ia Takzke HanboJiee eCTeCTBEHHBIM 00pa3oM
dopmymupyeTcsa 3aada MOCTPOCHUS YHUBEPCAJbLHBIX IPEJICKA3AHMIA,
paccMoTpeHHas B Iviase 3. VIrpbl Ha yHHBepCaslbHbIE HPeICKA3aHUsI
OyIyT pacCMOTpEeHBI B pazzese 7.3.

7.1. TeopeTuko-urpoBoii 3aKOH OOJIBITINX YUCEJT

Wrposasi nHTEpIIpETAlIs TEOPUU BEPOSITHOCTEH OCHOBAHA HA MJEX U
MOHATHSIX U3 puHaHCOB. B mrposoit mocranoske Boska u Illeitde-
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pa [31] st KaxKI0ro 3aKOHa TEOPUN BEPOSTHOCTE (HAIpUMeDp, ycu-
JIEHHOT'O 3aKOHA OOJIBIIIX YUCEsI UM 3aKOHA TOBTOPHOI'O JIorapudma )
dopMyIUpyeTCss HEKOTOPAasi MMOBTOPAIOIIASICS UTPa C TOJTHON WHOOP-
Marmeii, B KOTOpOil Ha KayKI0M payHjie (Iare) urpbl OJ(iH yIacTHUK —
IIpedckasamenn, BELIAET CpeliHee 3HAUEeHNE OYIYIIEro UCX0a, a IMOC/Ie
3TOro, APyToil yaacTHUK — IIpupoda, BbimaeT HOBBIT ncxon. | Tperuit
yaacTHUK Urpbl — Ckenmuk, onpejessieT 1ejib UIPbl. 3Hasl IPOTHO3,
Cxenmuk nejaer CTaBKy Ha €ro OTKJIOHEHHE OT OyIyIIero McXoia 1
BBINT'PBLIBACT MJIM IIPOUTPHIBACT HEKOTOpYIO Benuunny. llepen mada-
JioM urpsl Ckenmuk pacrojaraeT HEKOTOPBIM HAYAJIbHBIM KaIlUTAJIOM
U B TEUEHUU UTPHI OH HE MOXKET OpaTh B JOJIT — €TI0 CTPATErust JTOJIXK-
Ha ObITh 6es3onacroti. Irpa ycTrpoena TakuM 0OpasoM, 9TO eCJIh 3aKOH
TEOPUU BEPOSITHOCTEN HAPYIIAETCS JIJIsl TOCJIEI0BATEIbHOCTH ITPOTHO-
30B U UCXOMOB, TO Ckenmuk MOXKET HapalllUBaTh CBON BBIUTPHIII 0
OECKOHEUHOCTH JIazKe HAXOIICh B PaMKaX YKA3aHHBIX OrPAHMIEHUH.
9TO 9KBUBAJIEHTHO TOMY, YTO Ha TE€X ITOCJI€J0BATEJIBbHOCTAX IIPOTrHO-
30B U MCXOJOB, JJIsl KOTOPLIX 3aKOH TEOPUU BEPOITHOCTEN BLIIOJIHEH
kanuran Ckenmuka BCerjia OCTAHETCS OIPAHUYEHHBIM, €CJIU OH WC-
[OJIb3YeT DE30MacHYI0 CTPATEruIoO.

PaccMoTpumM 6€CKOHETHO TTOBTOPSIIONILYFOCS 02PAHUYEHHY0 UTPY HA
[peICKa3aHus MEXK Iy TpeMs urpokamu: Ilpedckasamenn, Ckenmux u
IIpupoda.

JleiicTBHST UTPOKOB PErYJIUPYIOTCS CAELYIOIIUM IIPOTOKOJIOM — CM.
puc. 7.1

JlaHHYIO UTPYy MOXKHO PACCMATPUBATH KaK (PpWHAHCOBYIO. B Heil
Ha KaxkjoM mare n Ckenmuxk nokymuaer M, eIMHHI HEKOTOPOro (pu-
HAHCOBOI'O MHCTPYMEHTA 10 P, 38 KaXKJIyI0 eIuHUIly. B KOHIle mmara
00bsIBIIIETCSI HOBas LIeHa w, U Ckenmukx IpoJaeT UX II0 HOBOM IleHe,
a €Tro KalluTaJl YBEJIMIUBACTCA WJIM YMEHbBHIIaCTCA Ha COOTBETCTBYIO-
IIYI0 BEJIUYIUHY. 3aMeTUM, 4T0 MoxkeT ObiTh My < 0. B atom ciryuae
Crxenmux nponaer | M, | equnun prUHAHCOBOrO HHCTPYMEHTA B HAYAJIE
ara 1 MOKyIaeT WX B KOHIIE IIara.

Ckenmuk BeINTPBIBAET B 9T0i1 urpe, ecim (1) I, > 0 jyu1s1 Beex n u
(2) mmbo sup,, KCp, = 0o, 1ubO BbIIOIHEH 3aKOH OOIbIIHX “Hces (7.1)

1B cjly4dae 6I/IHapHBIX HNCXOI0B Owml cpeJHee 3HavdYeHue paBHO BEPOATHOCTHU
€IMHUIbI.
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[Iycrs Ko = 1.

FORn=1,2, ...

IIpedcrasamens nperbsiBisier TporHo3 p, € [0, 1].

Crenmux uperbasiser aucio M, € R.

ITpupoda npebsiBisier ucxon wy, € [0, 1].

Ckenmux obHOBIIsIET CBOI 6viuepviws: Ky = KCp—1 + My (wy, — pp).
ENDFOR

Puc. 7.1: TIpoTokos 6€CKOHETHO PO IOIXKAOIIENCS UTPHI C IPEICKa-
3aHUSIMU

(cM. HUKE); B IPOTHBHOM CJlydae, BLIUIPbIBAIOT [Ipupoda u IIpedcka-
3amen.

B obriem cityuae He mpeoiaraeTes UTO UMEETCs 3aKOH JIJIst BbI-
Oopa XOJI0B yIaCTHUKOB UI'PhI. e/ Takoit 3aKOH UMeeTCsI, Ha3bIBAeM
ero crparerueit. Hanpumep, Oyner oupemesiena crparerus Ckenmu-
Ka: Ha KaXKIOM Iare 3uadenue M, OyleT onpene/isaThCs ¢ ITOMOIIBIO
[IOCJIEIOBATEILHOCTU (DYHKITUI OT BCEBO3MOXKHBIX IPEIIIECTBYIOIIIX
XOJIOB YYaCTUKOB UI'DHI:

M, = My (p1,w1,p2,w2, ... ,Pp—1,Wn—1,Pn)-

TeopeTnko-urpoBoit 3aKOH OOJIBIINX YUCeT (DOPMYJIUPYETCsi B BUJIE
CJIeAyIONIell TeoOpeMBbl.

Teopema 7.1. Cywecmeyem cmpamezus Ckenmuka, npu xomopoti
OH BLLUZPVIBAEN HE3ABUCUMO O MO020 Kakue Ovl 0dbl HE BLLOUPAIU
IIpedckasamens u Ipupoda. HUnvimu crosamu, cywecmeyem cmpame-
eusa Crenmuka maxas, wmo K, > 0 das ecex n u 6vinoaHeHO0 00HO U3
deyx ycaosuti:?

e sup, K, = o0

o uau
1 n
lim — g (wi —pi) =0. (7.1)

n—00 N 4
i=1

20gua u3 3a1a4 U3 paszena 7.5 yTBEPXKIAET, ITO ITO YCJIOBUE MOXKHO 3aMEHUTD

Ha Oosiee cuibHOE ycaoBue lim KC,, = oo.
n—oo
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Jlokazamenvcmeso. Jomycrum, aro 3akon 6osbmumx ancen (7.1) me
BBIIOJIHEH. DTO O3HAYAET, YTO JIjIsI HEKOTOPOro € > () 6yaer BBIIOJIHE-
HO

;Z(wz —p;i) > 2€ (7.2)

J71s1 6ECKOHETHO MHOTUX 7 WX YK€ I HeKOTOporo € > () OymeT Bbl-
MOJIHEHO

%Z(wl —pi) < —2€ (7.3)
=1

7151 6GeCKOHEYHO MHOIuX 1. MBI IpejmoaraeM, 94ro € < %
Paccmorpum niepseiit cayuqaii. Tak kak |w; — p;| < 1, orciona

n n

eZ(wZ- — pz‘) — 62 Z:((,dZ — pi)2 > 6271

i=1 =1

1151 GeckonewHo MHornx 1. Mcmonssyem mepasernctso t—t2 < In(1+t),
KOTOpOE BBIIOJIHEHO IIPH BeeX ¢ > — 5, 1 IoJydaeM

n
Zln(l + e(w; — pi)) > €n
i=1

JiTsT GECKOHETHO MHOTHX 7.
[Tycts B urpe Ckenmux BoIOUpaeT Ha KaXKOM Iare 7

M, = eKp_1,

rme KCp_1 — ero TeKymmuil BBIMTPHINI. JIerko BHIETH, UTO BBIUI'PBIII
Cxenmuxa Ha IIare n paBeH

n

ICn = H(l + e(wi _pi))v (74)

=1
a IJIgd ero .HOI‘apI/ICbMa BBIITIOJTHEHO
n
I, =Y In(1+e(w; —pi)) > €n (7.5)
=1
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Juist 6eckonevno muorux n. Orciona sup,, K, = oo.
Bamerum Takxke, uro u3 onpenesnerus (7.4), K, = 0 s Bcex n
Kak OBl He BBIOMPAJINCH 3HAYMEHUS W; U P; B IPOIECCe UTPHI.
AwnayiornanbiM 06pa3oM, B ciydae Korja BbinoyiHeHo (7.3) st 6ec-
KOHEYHO MHOI'HX Ty, MOKHO IOCTPOUTL crpareruio Ckenmuka

M, = —eKp—1,

e K1 — ero TeKyInii BEIMTPBIIT B COOTBETCTBYIONIEH UTDE.

HetoctarouHOCTE 3TOM0 pacCy»KI€HUsT 3aK/II0IAETCsT B TOM, UTO
Ckenmux e nveer nHGOPMAIN O TOM, Kakoe u3 yciaosuii (7.2) nam
(7.3) BbIIOJIHEHO [T GECKOHEYHO MHOIHX 7, & TaK¥XKe JJIs KaKOro
€ > (0 OHO BBIIIOJIHEHO.

Jliist Toro, 9Tobbl OOOMTH Ty TPYIHOCTH, YCIOXKHUM CTPATETrHIO
Cxenmuka Tak, 9TOOBI OHA YIUTHIBAIA 004 CIydast U BCE BO3SMOXKHBIE
sHavuenus € > 0. [losaraem €, = 2=k upu k = 1,2,.... Onpenemum
/Cé’k =1u ng’k =1 s Beex k.

PaccmoTpum mmocie1oBaTeIbHOCTD CTPATErnil 1 COOTBETCTBYIONINX
BCIIOMOIaTEIbHBIX UI'D

1,k 1L,k
M,n - 6kl€n_1,

2,k _ 2,k
Mn — _Eklcn_l,

o0

ME =Y "27FMyk
k=1
o

M, =) 27 Mk,
k=1

1
My, = 5(My + M)

O6’])€,ZLI/IHI/IM BCIIOMOTI'aTE€JIbHBIC UT'PDBI U CTPATECI'u B OJHY UT'DY U OAHY
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cMermanuyio crpareruto M, ¢ oqHuM BeIATPHITEM Ky

(o]

+ _ —k-1,k

Ky = E 270",
k=1
o]

- _ —k 2,k

K, = E 270K,
k=1

Kn=-(KH+K;).

| =

Bce 3t psaabr cxomsiTcst, TaK Kak st JF000r0 (PUKCHPOBAHHOTO 7
Oymer ICrlL’k < 2™ nyia Beex k. Orcroma 6yaeT BBIIIOJHEHO |Mg’k| < onl
JJIST BCEX N.

3aMeTuM, YTO KazKIblil 13 BHIUTPLIIICH YIOBJIECTBOPAET YCIOBUIM
K,ll’k >0mu IC?L’k > 0 s Becex n 1 k.

Ecin 3akon Gospimux wucen (7.1) He BoImosiHeH, To yciaosue (7.2)
win ycsosue (7.3) GyJieT BBIIOJIHEHO [IPU HEKOTOPOM € = €}, JIJIsl Oec-

k
KoHeYHO MHorux n. U3 ycnosus (7.5), B kotopom K, = K

JTs
s =0 wm s = 1, caeayer, uto In ICZ’k > e%n Jj1s1 OECKOHETHO MHOTHX
n. Orciona ciejyer, 4To sup,, K, = oo.

Teopema jokazana. A

Teoperuko-urpoByio ¢GpopMy 3aKoHa OOJIBIINX YHUCEI HOJIYUUM C

ITOMOITIBIO SKBUBAJEHTHON 3aITUCH YTBEPXKIEHUS TeopeMbl 7.1.

Caencrsue 7.1. Mootcrno nocmpoums makyio besonachyio cmpame-
euro Crenmuka, 4mo 0is A1000T PEGAUSAUUL 02PAHUNEHHOT, UZPDL C
NPedcKasaHUAMY OINONHEHA CACOYOULAA UMNAUKGUUA:

n

o1
sgplCn <00 = nlggo - Zl(wz —pi) =0,
1=

2de ICp, — wanuman Crenmuka na waze n.

Jpyrumu cjioBamMu, 3aKOH OOJIBIINX YUCE BBIIOJIHEH JIJI TeX
TPaeKTOPUl UT'PHI, HA KOTOPBIX HEJIb3sl HEOIPAHUYEHHO YBEJIMYNBATH
CBOfl KaIMTaJI, UCIIOJIb3ys OE30IaCHyI0 CTPATErUIO.
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7.2. TeopeTtuko-urpoBasi BEpOSTHOCTD

B Teoperuko-urpoom nojixoze K reopun Bepositioctu BoBka u [leii-
epa [31] uCXOHBIM SIBJISIETCSI OHSITHE UTPBI C TIpecKa3anusmu. [1o-
HSITHE BEPOSITHOCTH COOBITHSI SIBJISETCST TPOU3BOIHBIM U OTIPEJIEIISIETCST
¢ TIOMOIIBIO TTOHATHUSI UTPhI. [IpaBua Urpbl peryJimpyoTcst IPOTOKO-
JIOM.

[Ipexsapurenbuo ciaeraem HedopMasbHbIe MOICHEHHUS. PaccMoT-
puUM Kakyo-1ubo urpy. B 9Toit urpe Mol BbjgeasieM urpokos Cren-
muka u Brewmnee oxpystcenue, KOTOpoe Tak¥kKe JieJlaeT CBOM XOJbl (B
oTBeT Ha XOojbl npousBeeHubie Ckenmurom). Crkenmuk aeaaeT CBOM
XOJIbI, UCIIOJIb3YsI M3BECTHBIE MY XOJbl BHewHe20 oKpystcenus m mu3-
MeHsIsT TIpy 9ToM cBoit Kammran K. Ckenmukx nMeeT B HAYaJT€ UTPHI
HAYAJIbHBINA KanuTas (BOSMOXKHO HYJIEBOI) U MOXKET 6parhb B JI0JT 63
MIPOIIEHTORB.

Kazk 1011 peasusaliiy Hrpbl COOTBETCTBYET TpaeKTopust £ Brewte-
20 oxpyotcenun. g KaxKaoi Takoil TPAEKTOPHUHU OIPEIe/IeH KAITNTAI
Crenmurka K(&).

MoxkHO POpMATBHO OIIPEIEINTD TPASKTOPUN UTPHI O I00HOTO TH-
na u sBostonuio Kanuraia Ckenmuka. Ha kaxxom payse (mare) ur-
pbl Brewmnee oxpyorcenue u Cxenmuk TeIa0T CBOU XOIbl: BHewHee
OKpYIHCEHUE TIPEIBIBIISIET 9JIEMEHT W MPOU3BOILHON Tpupont, Cken-
MUK TIPETbsIBJISIET SJIEMEHT M.

TpaekTopust Brewrezo oxkpystcenus COCTOUT U3 TOCTEIOBATETb-
HOCTH €ro XOJIOB Wi, W2, .... B 00IIeM cjaydae MOXKHO CIATATH. 9TO
KayKIbI X0 W Brewnezo okpysicenus JTEKUT B HEKOTOPOM MHOYKe-
ctBe W, KOTOpOe MOXKET 3aBUCETH OT HAYAJIBHOTO (PparMeHTa TPAeK-
TOPUU UT'PbI, U3BECTHOTO JIO XOJa w, a ouepeaHoii xoa m Ckenmuka
SIBJISIETCST 9JIEMEHTOM HEKOTOPOTO MHOYKECTBa S TaKyKe 3aBUCSIIETO
OT TIPEJIIIEeCTBYOMIEH YaCTH TPAEKTOPHUH.

[ox crparerneit Cxenmuxa mornMaetcst pyHKIus M oT HAYATD-
HBIX (pparmMeHTOB TpaekTopuii. Ckenmuk BEIMUCIISIET CBOI OUYepeTHON
xo B Buge m = M(&), rue £ — HavadbHAS YACTb TPACKTOPHHU, W3-
BeCTHasi K MOMEHTY ero XOJA.

Crparernst urpsl onpegesier Kamuraa Ckenmuxa KM (&), xoTo-
pBIil 3aBUCUT OT M3BECTHON uacTu TpaekTopunm & urpbl. Kamuras
Crenmura K™ m3mensiercst B mporecce UIpsI ¢ HOMOIIBIO (hyHKUUL
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eviuepviusa A Ha W x S. Ilocite odepennoro xoma m Ckenmuka u
0YEepeIHOrO X04a W Brewnezo oxpyosicenus M IPOUCXOIUT U3MEHEHUE
karmuraia Cxenmuka;

KM (gw) = KM (&) + A(w,m),

rie KM(0) = Kt — ero mauanbubiii kanura.

Mugr 6ysiem mpesiosiaraThb, 9To Bee Xoibl Ckenmuka 00pasyroT Jiv-
HeifHOe IpoCTpaHCcTBO: aym + agm’ € S juist mobeix m,m’ € S u
BEIIECTBEHHBIX HCENT (1, (2, & (DYHKIUSA A\ ABJIAETCs JTMHEHHOI 110
BTOPOMY apryMeHTY:

Mw, cxm + agm’) = ag AM(w, m) + asA(w, m’)

JIUIsE JIIOOBIX M, M’ 1 BeIIeCTBEeHHbIX YHCe (1, (y. B YacTHOCTHU, J1Jis
JIIOOBIX ABYX crpareruit M1 u Ms 1 BEIeCTBEHHBIX IUCE (v U (to JIH-
Helinag komonnanua M = a3 M1+ oMo Takzke aBiigercs crarerueit
7 IJI KAIIUTAJIOB COOTBETCTBYIOMMM STUM CTPATErUSAM BBIIOJIHEHO:

KM (&) = a1 KML(€) + a2kM2(€)

T BCEX TpaeKTopuit £.

[Tycrs 3amam0 HEKOTOpOE MHOXKECTBO Tpaekrtopuii ) u z = z(§)
— dyukmust ot Tpaekropuii £ € (). Takas dbyHKIMS OyIeT HAZBIBATH-
csl nepemenHot, 10 aHAJOTUU CO CJIyvaliHOIl IepeMeHHOH B Teophu:u
BEPOATHOCTEM.

B dunancoBoit maHTEpIpETAINE, [IEPEMEHHAST T — 9TO 00I3aTeIb-
cTBO (KOHTPAKT) BBULIATUTH & (£) exmuur (JeHer) Mo Kakoil Obl Tpa-
exTopuu & HEe pa3BUBAJIACH UI'DA.

KymuTs 06s13aTeIbCTBO & 38 (v O3HAYAET, UTO TOKYIATETh TIIATHT
MPOJIABILY BEJIMIMHY (v B HAYAJIE UTPHI, a MPOJIaBer] 00si3aH BO3BPATUTH
HnoKynareso Beauauny x(§) B KOHIE UIPBI, Kakas Obl TpaeKTopus &
UTPBI HE UMeJia MecTo. PaccMOTpUM BOIIPOC O TOM, MO KAKOH MUHW-
MaJIBHOM I[eHEe (v TIPOJIABEIl MOYKET HPOJATh (& MOKYNATe b KYIHUTh)
nepemennyto x(§).

[Tokymaresnb MOXKET 3AIIATUTE MPOJABILY BEJTMINHY (¢ MEHBIITYIO
YeM BO3MOXKHast BbliaTa (€) B KOHIlE UTPBL. B aToM citydae, npojia-
BeIl JIOJI?KEH KOMIIEHCUPOBATH 9Ty PA3HUILY IIyTEM UTPHI, T.€., UCIOJIb-
30BaTh MOJYYEHHYIO CYMMY (v KaK HAYAJbLHBIA KaluTasl JJIsi UTPHI C
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HEKOTOPOIi cTparerueil M 1 HOJIyIUTh B KOHIIE NIPBI KAITUTAJ JOCTa-
TOYHBIH (nn Jrake GOJIbIIN) Jist BBILUIATHL () 110 00s13aTe/IbCTBY:
KM(€) + a > x(€) nna moboit TpaeKTOpHE ¢ UIPHI.

Jasee, sl IPOM3BOJILHON TepeMenHoii y, Beipaxkenne KM > y
6yzer osnauarn, uro KM (€) > y(€) mns Beex TpaekTOpHil & UrphI.

B nmamnom cirydae posts posasiia urpaer Ckenmuk, KOTOPDIi 1071-
JKeH 06EeCIIeYNTD BBIIOJIHEHNE 00s13aTe/IbCTBA T Iy TeM Xe/[2KUPOBAHSI
B paccMaTpuBaeMOil urpe.

Bepzneti yenoti mepeMeHHOM & HA3BIBACTCS HAMMEHDINIAs 1IEHA, (v,
1o Koropoit Ckenmuk MOXKeT IPOJATEH IEPEMEHHYIO & TaK, ITOOBI ¥
Hero cyiecTBoBasa 6bl crparerusi M UIDBI, IPH UCIIOIB30BAHUN KO-
TOpOit OH MOT' OBI BBINOJHHUTH 00s3aTEJLCTBO BBHILIATUTEL x(§) mpH
JIE000 TPAEKTOPHUU UI'PBI:

Ez=inf{a: IMKM >z —a)}

Bepxuss mena onpeiesisiercs 1o Tpaekropun £, Ha KOTOPOH BeJIMInHA
BBIIATH & (§) MaKCHMAaJIbHAS.

PaccmoTrpuM Temepb BOIIPOC 0 TOM, 38 KAKyI0 MAKCHUMAJIBLHYIO T1e-
HY @ HOKyIaTeJb MOXKET KYyIHUTh (& HPOJABEI] MPOJATh) IepPEMeH-
uyio x(&). Ilpogaser mojayuyaer or IMOKylaTeas ( B HAYaje UTPHI U
0bst3yeTcst BBIILTATUTD &(£) B KOHIIE UI'PBI. Posib mOKynaress urpaer
Ckenmuk, KOTOPBI JTIOJKEH IIyTeM XeJKIUPOBAHUA KOMIIEHCHPOBATD
pasHocTb o — z(&).

Huoicnet yenoti iepeMeHHON & Ha3bIBAETCsT HAUOObINAs 1IeHA (O,
IpU KOTOPOIii cymmecTByeT Takast crparerug N Ckenmuka, 9T0 BBIIOJ-
nerno yeaosue KV > o —

Ex =sup{a: IN(KN > a—2)}

Huzkusist 1ieHa onpeiesisieTcst 1o TpaeKTopuu &, Ha KOTOPOii BeimanHa
BbILIATHI & (£) MUHIMAJIbHASL.

Kynure nepeMeHHyIo T 3a & 9KBUBAJIEHTHO TOMY, YTOOBI IIPO/IATH
nepeMeHHyo —x 3a —. PopMaIbHO 9TO MOXKHO 3AIMCATH B BHJE

E(—z) = sup{a: EU\/(ICN >a+)}=

= —inf{a: EIM(ICM >z—a)}=—FEx
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[TpoToKO HA3BIBACTCS KO2EPEHMMBIM, CCIIN JTIT KayKI0W cTparTe-
run M cymecTByer Taxas tpaexTopus &, uro KM(€) < IC(/)VI, rie
K — mawambmerit kamuran Cxenmuka. DTO O3HAMAET, YTO JIs JIO-
6ot crparernn Ckenmuka CyIeCTBYeT Takasl TPASKTOPHUsI UTPBI, Ha
KOTOPO#l OH HE MOXKET BBINTPATH HUYIEro 0ojee UeM ero HadaabHbIH
KaITHTAT.

IIpennoxkenue 7.1. Ecau npomoxoa xozepernmmuoiti, mo Ex < Ex u
Ea = Fa = a, 2de a — nepemennan, das komopot a(§) = a dasn ecex

3

Loxazameavcmeo. Ecmm Ex > Ezx, TO CyIIeCTBYIOT KOHCTAHTHI
a1 < (v Takue, 9TO

FEr < a; < ay < Ex,

u crparerun M u My taxue, aro KM > 2 —aq u KM2 > ay — .
Torma ans crparerun M = M1 + Mo BBIIIOJIHEHO

/CM:/CM1+/CM22QQ—O£1>O,

9TO MPOTUBOPEUUT TPEJITOJIOKEHIIO O KOTEPEHTHOCTH MTPOTOKOJIA, T~
DB

JlokazaTebCTBO BTOPOrO yTBEPYKJICHUSI TTPEIOCTABISIETCS IUTa-
TEJI0 B BUIE 3aJa9n. /\

Ecmun Ex = Ex, 510 06Iee 3HadMeHNe HA3LIBACTCS IEHOI IIepeMeH-
HO#l u u obozHavaeTca Fr.

SameTnm, 9T0 B (PUHAHCOBON WHTEPIIPETAIIMN BEPXHSISI TIEHA OTIpe-
JIeISIeTCsl MHTEPECAMU MTPOJIABIIA TIEPEMEHHON, a HUXKHSAS IeHa Olpe-
JIeJISIETCST MHTEPecaMi TIOKYTATe s TIepEMEHHO.

B ciyuae, KOr/ia BepXHssl U HUKHSISI II€HbI COBIAIa0T: Bxr = Ex
MoKHO TaKzKe BBECTH HIXKHIOIO M BEPXHIE BapHUAIUH TTEPEMEHHON I
Vo = E(xr — FEx)?> u Vo = E(xr — Ex)?, rne Ex — nena nepeMenHoi
T.

Bepxusist u HUKHsIsT BepoATHOCTH cobbitust S C ) BBOJATCS JJTsT
KAaKJI0r0 TEOPETUKO-UTPOBOI0O MPOTOKOJIA. PacCMOTPUM MHIMKATOP-
HYH0 (DyHKIHIO COOBITHS S

1s(§) = {

1, eciim € € S,
0 B mpOTUBHOM CJIyvae.
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OTa PYHKIMS TaKKe SABJISIeTCS MePeMEeHHOM, OIpe/e/IeHHOi Ha Tpa-
eKTOpUsSIX Urpbl. [losTOMY OHA MMeeT BEPXHIOIO M HUXKHIOIO II€HDI.
Bepxneti sepoamnocmuvto coObITHsT S HA3bIBAETCS BeJIMIMHA,

P(S)=E(1g).
Us onpenenenns P(S) < 1 ana moboro cobbrrus S u
P(S) =inf{a:Ko=0u IMYEKME) +a>1ecm €S,
KM€ +a>0ecm € ¢ S)}
Huotcneti 6epoammocmuvio codbiTus S Ha3bIBAETCA BEJIUUMHA
P(S) = E(1g).

ITo ompenenennro,

P(S) =sup{a: Ko =0n INVEKN(€) > a—1 e € € S,
KN(©€) = a ecn € ¢ S)}.
Ecam npoToKosT KOrepeHTHBbIi, TO

0< P(S) < P(S)<1

P(S)=1-P(Q\ S).

B kawecTBe mpuMepa mpuMeHeHUs IOHATHsT TEOPETUKO-UTPOBOI BEpO-
SATHOCTU PACCMOTPUM KOHKDPETHBIE TPAECKTOPUU M COOTBETCTBYIOIINI
BapWaHT TeopeMbl BepHyin.
Ha puc. 7.2 mpuBeieH IPOTOKOJI UI'PBI ¢ TOJIHON nHMOpMAaIueil —
MIPOTOKOJI UTPbl beprysiin.
N

O6osuaunm Sy = Y. xy,. o onpenenenuio Ckenmuk BHIUIDBI-
n=1
BaeT B 3Toit urpe, ecoim K, > Onpun = 1,...,N u K, > 1 qubo
Sn
N < €.

3aMeTuM, 9TO STOT MPOTOKOJI SIBJISIETCST KOTEPEHTHBIM, TaK KakK
B oTBeT Ha Jj000# xoi Cxenmuxa M, Ilpupoda MOXKeT IpPebsIBUTH

MCXO/T
1, ectu M,, <0,
€T =
" —1 B IPOTHUBHOM CJIydae.

B Tom ciygae ICp, < Ko miist Beex n.
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Yuacrauxu urpsr: Ckenmuk u Ipupoda.>

Sagansl uncaa 0 < € < 1 u > 0 — HavaapHLIR KanuTaa Ckenmuxa:
ICO = Q.

FORn=1,2, ...

Crenmux uperbasiser aucio M, € R.

ITpupoda npebsiBisier ucxon T, € [—1,1].

Cxenmux obHOBIsICT cBoil Kanutar: K, = K,,_1 + M,x,.

ENDFOR

Puc. 7.2: IIporokosn urpsl Bepuysum

Teopema 7.2. Ckenmux umeem sviuepviaunyio cmpamezuto npu N 2>

L. Kpome amozo,
— (| SN 1
PJl— < —.
{' N >6} Ne?

ae?”
HS KoeepeHmMHocmu npomoxona C./L@ayem, Umo aHaA02UYHOE HEPABEH-
cmeo 6blNONAHEHO (9./Lﬂ HUIANCHEU GEPOAMHOCTNU.

Zoxaszameavcmeo. llpeiBapuresibHO 3aMETHM, UTO

Sp =831+ 22,8, 1+ a5 =
=82 | 422,81 +1,
rie So = 0. s
_ 20on—1

IIycts Ckenmux BbIOMpaeT CBOIO cTpaTeruio B suje: My, = —
Ha KaXkJIOM Iare n urpbl. Toraa

N
(0%
Ky — Ko = v Zl 28, 1Ty =

_ %2 oAy = ﬁ_

S2
Cnenosarensro, Ky = a—. Orciona

SN [Kn
— | <\ —. .
’N “VanN (7.6)
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ITo onpenenenuio, Cxenmux BeurpbiBaeT, ecau Ky = 1. Ecaun Cny < 1
u N> -1 1010 (7.6)

Taxum obpazom, Ckenmuk OISTH BBIMTPHIBAET.

Cymma Sy 3aBucur or Tpaekropuu urpbl: Sy = Sy(§). Onennm
BEPXHIOIO BEPOSITHOCTH COOBITHSI, COCTOSIITIIETO B TOM, UTO CPE/IHEeE 3HA-
YeHUEe yKa3aHHOM CYMMBI OTKJIOHSIETCsSI OT HyJist OoJjiee WeM Ha HEKO-

- fo59)-

COCTOdIIee U3 BCEX Tpa,eKTOpI/Iﬁ UIrpbl IJId KOTOPBIX BBIIIOJIHEHO YKa-

TOPOE YUCJIO €:

3aHHOE HEPABEHCTBO. Ero BepxHsist BEPOSITHOCTL PaBHA

SN(f)‘
N

P(E) =inf{a: Ko = a n IMVEKN () > 1, ecm > €,

Sn(€)
N

KA (€) > 0, ecomn

’ <o)}

Kax MBI TOJIBKO 9TO mOKa3aju, Takas crparerus M cylmecTByeT npu
o= NL& CieroBaTe IbHO,

e{f-

Teopema jtokazana. A

S 1
‘N >e}<.

7.3. rpbl Ha yHuUBepcaJibHbIE ITPeACKa3aHUsd

B sToM pasjiesie MbI TOKaXKeM, ITO IIPU HEKOTOPOU MOIUMDUKAIINY UT-
pol u3 pagnena 7.1 Ckenmux ncnoab3yst 6€30MACHYI0 CTPATETHIO MO-
ket “BeiHyUTE  I[Ipedckasamens BbIIABATH IMPOTHO3BI, KOTOPHIE Ka-
JIMOPYIOTCSA HA TPOU3BOJILHON OECKOHEUHON ITOC/IeI0BATE/THHOCTH UC-
XOJIOB, BbIaBaeMbIX [Ipupodoti.

PaccmoTpumM HEKOTOPYIO OECKOHEYHO ITOBTOPSIIONIYIOCS UTPY MEXK-
Jiy TpeMms urpokamu: IIpedcxaszamenn, Ckenmux u IIpupoda.
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[Iycrs Ko = 1.

FORn=1,2, ...

Ckenmux npexbsisisier dyukmio Sy, : [0,1] — R.

IIpedckasamens nperbsiBisier IPoruos py, € [0, 1].

ITpupoda npebsiisier ucxon wy, € {0, 1}.

Crxenmux obHOBIsIET cBOM sviuzpviws: KCp = Kp—1 + Sp(pn) (Wn — Dn)-
ENDFOR

Ilobedumenu 6 beckonewnoti demepmMunuposarHot uzpe:
IIpedcrazamens BHIMIPLIBAET B 3TOM Urpe, eCc/ii BhIUrpbim Ckenmu-
xa K, ocraercss OrpaHUYEHHBIM; B MPOTUBHOM CJIy9ae BBIUTPBHIBAIOT
Crxenmux u Ilpupoda.

Puc. 7.3: IIpoTokoJ1 Urphl ¢ IeTeEPMUHUPOBAHHBIMU MTPEICKA3AHUSIMU

JleficTBUsI UTPOKOB PETYJINPYIOTCS IPOTOKOJIOM, IIPUBEIEHHBIM Ha
puc. 7.3.
OcHoBHOE CBOYICTBO UI'PBI IIPEJICTABIIEHO B CJIEJIYIOIIEH TeopeMe.

Teopema 7.3. Ckenmux u Ipupoda umerom sviuzpuiuttyio cmpame-
2U0 8 JeMEPMUHUPOBAHHOT U2Pe HA NPedcKasaHue.

Hoxazamenvemeo. HeiicrBurebao, Crenmuk MOXKET OMPEJIETUTD

1, ecyim p < 0.5,
—1 B IPOTUBHOM cJIy4Yae.

Sn(p) = {
IIpupoda MoOKeT OUPENEaTh Ha KAXKJAOM IIare 1 Urpbl

o — 1, ecsim p, < 0.5,
" | 0 B IpOTUBHOM Cilyuae.

Torna B Taxoit urpe Ha KaxkjaoMm mrare n > 0, ecim wy, = 0, TO P, =
U TIO3TOMY Wy, — P < —% u Sy, (pn) = —1; ecam xke wy, = 1, 10 P, <
U TIO9TOMY Wy, — P = % u Sy (pn) = 1. Orciona cieyer, 4ro

[NSIEE I

1
K:n 2 lCnfl + =
2
JJId BCEX T, 1 BBIMI'DBIII Cﬁ:enmu%a HEOIrpaHUvI€eH. A
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[Iycrs Ko =1 u Fo = 1.

FORn=1,2, ...

Ckenmux nperbsisisier dyukmio Sy, : [0,1] — R.

IIpedexasamenn npebaBiisdeT paclipelleleHue BepoATHOCTel Ha MHO-
JKecTBe Beex npejckazanuit: Py, € P[0, 1].

IIpupoda npexbssaser ucxon wy, € {0,1}.

IIpedckasamens npeabsBisgeT Tect ciydaitnoctu fp, : [0, 1] — R, yuo-
BJICTBOPSIONIAN yCIOBUIO KOPPEKTHOCTH OTHOCHTEILHO Mepbl P, a
mvenno, [ fn(p)Pn(dp) < 0.

Tenepamop cay«ainmx wucen UpebsiBisier 9uciao p, € [0, 1].
Ckenmux obHOBIIsIeT cBOM BhIUrphIL: K, = Ky—1 + Sp(pn) (wn — Pn)-
[Tpeackasarenb 0GHOBIIsIET CBOi BuIUTDLIIL: Fp, = Fr—1 + fn(pn)-
ENDFOR

Puc. 7.4: IIpoToKo/1 UTPbI ¢ BEPOITHOCTHBIMHU TTPEICKA3AHISIMU

B sroit urpe “Bpaxkiebnas”’ [Ipupoda ucnonsdyer mporuos Ilped-
crxazamens nyist POPMUPOBAHUS CBOETO MCXOJIA.

OxasblBaeTcs, YTO B PaHIOMHU3UPOBAHHOM BapHAHTE 3TOH UIDHI
BoIArpBIBaeT IIpedckasamens. B panmoMusupoBaHHOM BapHaHTE WI-
pol IIpupoda ne GymeT 3HATH TOYHOrO Hporuosa IIpedckasamens, eii
U3BECTHO TOJIBKO PACHpEIeIeHIe BEPOSATHOCTEH, COrJIACHO KOTOPOMY
I€HEepUPYETCs STOT MPOrHO3.

PaccMoTprM GECKOHEYHO MOBTOPSAIONLYIOCS UIPY M€Ky YEThIPb-
Mgt urpokamu: Ilpedckazamenn, Cxenmusx, [Ipupoda, T'enepamop cay-
watinnx wucen, Maoxkecrso ucxonos — {0,1}, P{0,1} — muO)KecTBO
BCex BeposTHOCTHBIX Mep Ha {0, 1}. Kaxnas mepa @ € P{0, 1} 3ana-
ercst AByMst ancaami (¢, 1—q), rie ¢ = Q{1} — Bepositrocts 1, P[0, 1]
— MHOKECTBO BCEX BEPOSITHOCTHBIX Mep Ha [0, 1].

Urpa peryaupyercs IpOTOKOJIOM, IIPEICTABJICHHBIM Ha puc. 7.4.

[TpoTokos ompeesisieT MOPsIOK JeHCTBUAN UTPOKOB U JOCTYIIHYIO
um urdopManmo. Kaxkplii nrpok npu BIOOPE CBOEil cTpaTerun Mo-
JKeT UCIOJIb30BaTh BCIO NHMOPMAIIIIO, KOTOPasl MOSBUIACH JI0 €r0 XO-
Jla — UCXOJIBI, TPOTHO3BI, CTPATErUH JAPYTUX UI'POKOB.

Oeparuvenus das Crenmura: Ckenmuk IOJKEH BbIOUparTh Sy,
Tak, 4TO ero BuMrpbim K, > 0 m1g Bcex n HE3aBUCHMO OT XOJIOB
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JPYTUX UTPOKOB.

Oeparuvenusn oasn Ipedekasamenn: Ilpedckasamens JTOMXKEH BbI-
oupars P, u f, Tak, 9T00BI €ro BBIUIPHIIT JF;, > 0 111 Bcex n He3a-
BHCHMO OT XOJIOB JPYIUX HUI'POKOB. *

Hobedumenu 6 pardomuduposarHol uzpe Ha NPEICKA3GHUA:

[IpemmosaraemM, 9To CTpaTern NIPOKOB TAKOBBI, 9TO JAHHBIE OI'Da-
HUYIEHUsI BBIITOJTHEHBI. e/ TPOK XOTsT ObI OJIMH pa3 HapyIIaeT orpa-
HUYEeHne, TO OH y2Ke He MOXKeT ObITh 1obeanTeieM B Urpe.

IIpedckasamensv BEIUTPBIBAET B 9TOi Urpe, ecin (1) ero BHIUTPHIII
F, meorpanmden mwin ecan (i) semrpeimn Ckenmuka K, ocraercs
OI'PAHMYEHHBIM; B OCTAJILHBIX CJIyYasX BBINTPBIBAIOT JPYIHAe UTPOKH.

B cremyrormieit Teopeme Mbl tokaxkeM, 9To IIpedckasamens nmeer
BBIUIPBIIIHYIO CTPATErNIO B 9TOM UIpe.

Teopema 7.4. [Ipedckazamenn umeem 6biupblliHy10 CMPamMezulo 6
BEPOAMHOCTIHOT Uzpe HaA NPEICKA3GHUA.

Joxaszamenvcmeo. Ha Kaxxmom 1miare n Harmeil Urpbl pacCMOTPUM
BCIIOMOTATEJILHYIO UTPY € HYJIeBO# cymMmoit mexk ity [Ipupodoti u Ilpeod-
cKazamenem, KOTOpas 3aKJII0YAeTCsl B CJIEYIONIEM.

IIpedckasamens Buibupaer uucio p, € [0,1], Ipupoda BHIGUpPA-
et unciio wy, € {0,1}. [Morepu IIpedckasamens (Boiurpsi [Ipupodu)
paBHBI:

F(wmpn) = S(pn)(wn *pn)'

st sroboit ememannoii crparerun IIpupode @, € P{0,1}, Ipedcka-
3amennb IPeIbSBIISET YUCTYIO cTpareruto p, = Q{1}. Yucras crpare-
IUsi P, COOTBETCTBYET cMelnanHoii crparerun P, (p,) = 1, Py(r) =0

upu 7 € [0,1] \ {pn}.

4Bpmrpein F,, COOTBETCTBYET IOHATHIO OIPAHMYEHHOIO CHH3Y CylEpMapTHH-
rajla B TEOPDUHM BEPOSATHOCTEH, a fr(p) COOTBETCTBYET CyNepMapTHUHTAJ-PA3HOCTH
Frn — Fn—1. YcaoBust urpsl Tpebyior, uTodsr Fo = 1 u B mporecce urpet JF,, > 0
71 BCeX M. YCJOBHUe ffn (p)Pn(dp) < 0 mus Bcex n BiedeT f]—"nPn(dp) < Fn-t
JUTSL BCeX M. JTH CBOMCTBA COCTABJISIIOT ONPEJeSIeHAe CyTIePMapTHHTAIA B TEOPUN
BeposTHOCTE. B HameMm cily4ae, 3TH CBOMCTBA HOJ?KHBI BBITOJHATHCA TOJIBKO Ha,
TPAEKTOPHUU IIPOTHO30B P1, P2, . - . , KOTOPbIE TEHEPUPYIOTCS B IIPOLECCE UTPHI.
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Torma maTemaTndeckKoe OKUIAHWE BBIUTPHINIa [Ipupodv. oTHOCH-
TEJIbHO CMEINAHHON cTpaTeruu () U YUCTON CTPATErwH P, PAaBHO

F(Qn, Pn) = Q{0}F(0,p,) + Q{1}F(1,ps)
= Q{0}S(pn)(—pn) + Q{1}S(pn)(1 — pn)
= (1= Q{1})S(pn)(—=Q{1}) + Q{1}S(pn)(1 — Q{1}) = 0.
Taxum obpaszom, V Q 3 P F(Q, P) < 0 umm
supinf F(Q, P) < 0. (7.7)
o P

st Toro 9ro6Bl MPUMEHUTH MUHUMAKCHYIO T€OpeMy, HaJo Ipe-
BPATUTh 3Ty UTPY B MATPUIHYIO.

MpbI y2Ke uMeeM JiBe CTPOKH, KOTOPBIE COOTBETCTBYIOT TIPEJICKA3a-
wusm [Tpupodw, wy, € {0,1}.

PaccMoTpuM HEKOTOPOE Tpub/IMzKeHNe K BCIOMOTaTeIbHON Urpe,
B KOTOPOM MHOYKECTBO CTOJIOIOB, COOTBETCTBYIOMMX XoiaMm [Ipedcka-
samenn, Koneunoe. s nponsposibHoro A > 0 BeIOEpeM B MHOXKECTBE
[0, 1] koHeuHYIO €-ceTb N, COCTOSAILYIO U3 PAIMOHAIBHBIX TOYEK, Ta-
KYIO, 9TO KaxKjiasl TOUKa ITOr0 OTPE3Ka HAXOJUTCs Ha PACCTOSHUM He
GoJiee UEM € OT OJIHON M3 TOYEK ITOTO MHOKECTBA, & TAK¥Ke, ITOOBI
HUZKHee 3HaYeHne Urpbl He npesocxoamio A /2, eciu [Ipedckasamens
BBIOUpaeT P, € Ne.

Takyio e-ceTh MOXKHO BBIGpaTh, Tak Kak | Sy, (p)| < Kpq < 2771
OTpaHWYeHo TI0 p (3aBHCHT TOBKO oT n). © Torma HepasercTso (7.7)
OyJeT npeobpa3oBaHO B HEPABEHCTBO

supinf F(Q, P) < A/2.
Q P

CorytacHO MUHUMAaKCHOH TeopeMe,

inf sup F(Q, P) = supinf F(Q, P) < A/2.
P Q Q P

[Mosromy Ilpedckasamenv umeer cMemannyio crpareruto P € P[0, 1],
COCPEJIOTOYEHHYIO Ha MHOXKeCTBe N, TaKyo, 9TO

sup FI(Q, P) <A,
Q

®CkenTuk momKeH BRIOUpPATh Sp(p) Tak, aro Kp > 0 171 BCEX 1 HE3ABHCHMO
OT OEUCTBUNA OPYTUX UTI'POKOB.
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OTKY/la CJIeJIyeT, 4TO

/ Su(p)(wn — P)Pdp) < A (78)

s oboux 3HadeHuili w, = 0 u w, = 1.

[Iycts EA — moavuOkecTBO MHOKecTBa P[0, 1] Beex BeposTHOCT-
HBIX M€p Ha eIUHUIHOM OTPE3Ke, COCTOosAIIee U3 Mep P, yIoBIeTBOPsI-
fomux yeaosuio (7.8) miast wy, = 0 1 wy, = 1 oxHOBpEMEHHO.

Ha muoxkecrse mep P[0, 1] MOXKHO paccMOTPETb TOIOJIOIHIO CJIa-
6oit cxomumoctu. 13 Teopun Mepbl uzsectHo, uto P[0, 1] KOMIAKTHO
B oToil Tonmostoruu. Kpome Toro, EA 3aMKHYTO B 9TOil TOIIOJIOIUN.

Bribepem mociieioBaTe IbHOCTL MOHOTOHHO yOBIBatONMux K 0 parm-
OHAJIbHBIX uncena A;, i = 1,2, ... Ilepeceuenne 6eCKOHEUHOI MOCTIE-
J0BaTCJIbHOCTU 3aMKHYTBIX BJIO2KEHHBIX JPYT B JIpyra IIOAMHOX?KECTB
KOMITAKTa Helycro, nosromy NEa, # 0.

Torna cymecrsyer BepositHocTHast Mepa P, € NEaA, € P[0, 1],
Takasi, 9TO

/ S (p)(@n — p)Paldp) < 0 (7.9)

g w, = 0 1 w, = 1 olTHOBpeMeHHO.

Bepuemcs Teneps K Hateir ocHopHoM urpe. Crparerust IIpedckasa-
meas OyIeT 3aK/I04YaThCd B BLIOOPE Ha IIare 1 BEPOATHOCTHOIO Pac-
npenesieHust P, KoTopoe ObLIO OIpeIe/IeHO B BCIIOMOTaTeIbHOM Urpe.
Ero BropniM xomoM 6ymer BLIOOP TecTa fp i IPOBEPKU CIIyYaiHOro
quca

fn(p) = Sn(p)(wn *p)'

Torna F,, = KC,, 1is Bcex n.

Cpennee 3uauenue f,, mo mepe P, ze npesocxoaut 0 o (7.9), T.e.
fn — KOPPEKTHBIN OTHOCUTENBHO MEPHI P, TecT.

s F, = K, nomaydaem, 9T0 Bcerja OyHeT BBIIOJHEHO OJHO U3
aByx: jqubo Berpein Ckenmuka orpaHudeH, Jubo BeIATPHIT [Iped-
ckazamens HeorpanndeH. B oboux ciryuasx [Ipedcrkasamens BBINTPHI-
BaeT. A

Bynem roBoputh, 4to Ienepamop cayuaiiHbir “uces BbIIAET Mpa-
BUJIbHBIE CJIydailHble YHCTIa, eCJIn sup,, JFn < 00.
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7.4. PappoMu3upoBaHHBbIE KaJIMOpyeMble MOpe/-
CKa3aHUsI

B sToMm pazmesne Mbl mokaxkem, uro Ckenmuk, BBIONpas CIeIuabHBIM
006paszoM CBOIO HGE30MACHYIO CTPATEruio Sy, (p), MOXKeT J0OUThCs TOrO,
artobbl IIpedckasamens BBIONpa CBOU MPOTHO3LI TaK, YTOOLI OHU ObI-
JII XOPOIIO KaJIMOPYEeMBIMU Ha MPOW3BOJIBHON ITOCJIE0BATETIHLHOCTH
HMCXOMIOB, KaK Obl [Ipupoda nx He BBIOMpAJIA.

[IpeiBapuTe/IbHO PACCMOTPHUM IIPOCTOI ciryuait — Ipedckaszamens
Oymer BBIOMPATH CBOM HPOTHO3BI TaK, 9TOOLI BBLIMTOJIHSJICSI HEKOTO-
PBIif TEOPETUKO-UTI'POBOI BAPUAHT 3aKOHa OOJIBINNX 4ncesi. Vnes KoH-
CTPYKIIMU Ta Ke, 9TO U B pazzeie 7.1.

IIycrh € — IpoM3BOIBLHOE MOJIOXKUTEIHHOE YHNCJIO TAKOE, YTO BbI-
nosiHeHo 0 < € < % Tlosraraem Ké = 1. B omnpenenennoit BoIie paH-
JOMU3UPOBAHHON UTpe Ha MPeACKa3aHue IoJiaracM

Sflz (p) = GICrlz—lv

T.e. crparerusa Ckenmukae He 3aBHCHT OT HporHosa Ilpedckazamens
Ha IIare 7, a 3aBUCUT OT BoIUrpbiiia Ckenmuka, MOJIYYEHHOT'O UM Ha
marax < n.

B sTom ciiydae BbIATpbIIT Cxenmuxa Ha 11are N paBeH

n

1
Ky =[]0+ e(wi = po)), (7.10)
i=1
THE W1, ..., Wy — HOCIEIOBATEIBHOCTD UCXOIOB, IPEIJI0KEHHbIX [Tpu-
podoti, a p1, ..., Pn — MOCIEIOBATEIHLHOCTD MPOTHO30B, PE/IJIOZKEH-
ueix Ilpedckasamenem na marax 1, ..., n.

Taxk kak |w;—p;| < 1 st Beex 4, ICTll > 0 m1st BceX n HE3aBUCUMO OT
JeficTBUil IPYyrux UTCPOKOB, T.e. OCHOBHOE TpebOBaHUWE K K CTPATErnu
Cxenmurka BBITTOJIHEHO.

ITo Teopeme 7.4 Ilpedckasamend IMeEET BBIUIPBIIIHYIO CTPATEIHIO
B BEPOSTHOCTHOW HI'pe Ha MIPEJCKa3aHUsl. ITO O3HAYAET, YTO €CJIH
Tenepamop cayuwatinoix “uces BIIAET ITPABUJIbHBIE CIyYalHbIC TUCIA,
T.e. sup,, Fn < 00, To Kak Obl [Ipupoda He BblIaBaa CBOM HCXOJIbI
Wi, ..., Wp, Ipedcrkasamens obiragaeT METOIOM IIPOrHO3UPOBAHUSI,
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Tpu KOTOPOM JIJISI €r0 MPOTHO30B P1,

, Pn BbIArpBINT Ckenmuxa
KL orpanuuen, cxaxenm mexoropsmm wnciom C > 0 :

n

[ +ewi—pm) <C

i=1

JJId BCeX M. 9T1o HEpaBEeHCTBO MOXKHO IIepenuncaTb B BUIE

Zln(l +e(wi —pi)) <InC,
i=1

n n

GZ(%’ —pi) — € Z(Wz - pi)? <InC,

i=1 i=1
n

GZ(M —p;) <InC + é%n,

InC
— P — D) < — 7.11
DICEIEL (711)

JUTST BCeX 1. 37ech MBI HCTOMb30Basm Hepasenctso In(1 +t) > t — ¢2
npu t > —0.5.

Orcrona ciemyer, 910

—p) <e (7.12)
=1

Anajormanbiv o6paszom, osaras K3 = 1 u BbiGupas cTpaTeruio

S2(p)

—ek?

n—1>

Crenmuk MoXKeT 106UTbCsI TOro, uTobbl [Ipedckasament BblIaBAI
CBOU IIPOrHO3BI TaK, LITO6I)I 61:)1.]10 BBITIOJIHEHO HEPaBEHCTBO
1 n
lim inf — g (wi —pi) = —e. (7.13)
n—oo N 4 i
1=

O6e 3T cTparerun MOXKHO COE/INHUTD B OJIHY CTPATEruio, KOTOPast
obecreanBaeT OJHOBPEMEHHOE BBIOJIHEHNe 000NX HepaBeHCTB (7.12)
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1 (7.13). B sTom ciydae crparermn SL(p) n S2(p) u cooTseTcTBytOMIE
karmranst KL (p), K2(p) pacemarpupatorcs Ckenmukom Kak BCIIOMO-
raTejbHBIE B €0 pacueTax.

st urpsl Ckenmuk BLIOUPaET CTPATErnio

1
Sn(p) = 5(55(1?) + S2(p))-
TOI‘,IL& ero B])II/IprHH Ha I11are n 6yﬂeT paBeH
1

BamernM, 4TO KarKAblil U3 BBIUIPHIMIEH OyJeT yIO0BIETBOPATH yCJIO-
pusm KL > 0 u K2 > 0 s Beex n. Ha nepsom mare Sy(p) = 0,

Tak xaK Si(p) = —S?(p), sarem snavenns S} (p) u S2(p) pasoiiayTres,
TaK KaK OHH ONPeJIe/IAI0TC Ha OCHOBAHUM CBOMX BBIMTpHITTeit KL (p)
u K3 (p).

[Tycts Tenepamop cayuatinmx “wucen BBLIAECT TPABUIBHBIE CJTYIaii-
HBle Yucia, T.e. sup,, Fn < 00.

W3 orpaHnyeHHOCT CYMMAaPHOro BhIArpbIiia K, OyIeT ciienoBarhb
OTPAHMIEHHOCTDb KaskKI0ro u3 Bemrpeimrei KL m K2. Kak 66110 10Ka-
3aHO BBIIIE, TaKasl OIPAHNICHHOCTD BBINTPBIIIEH BJIEYeT OJIHOBPEMEH-
HO€ BBINIOJIHEHUE TIpe/iesIbHbIX HepaBeHeTs (7.12) u (7.13).

Cremyromuii mar 3ak/ai09aeTcsi B TOM, 9TOObI IIOCTPOUTHL CTpaTe-
ruto Cxenmurka, KoTopast 06ecrednBaeT OJHOBPEMEHHOE BBIIOTHEHNE
HepaBeHcts (7.12) u (7.13) mast Beex € > 0.

Jljist 9TOro BBEIEM IOC/IEIOBATEILHOCTD € = 27 F g Beex k.
Onpenenum IC(l)’k =1lmu ICg’k = 1 gs Bcex k. Paccmorpum mocieno-
BATEJIBHOCTh CTPATErnii

Sk (p) = erkcy”

n—17

S2E(p) = —ek2F

n—1»

St(p) =Y _27* 5 (p),
k=1

Sy(p) =Y 27F52k(p),
k=1

Su(p) = 5(S(0) + 5, ().
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COOTBGTCTByIOHH/Ie BBIUT'PBINIBI CBA3aHbI YCJIOBUAMU

o
Kh =Y 27 Kk,

k=1
K= 27 K3k,
k=1
1

Bce 3t psaabr cxomsiTcst, TaK Kak IJIst JI000r0 (PpUKCHPOBAHHOTO 7
oyaer KCLP < an qist Beex k o popmyiie (7.10). Orcroma u us onpe-
JleJIeHH ST ]Sﬁ’k(pﬂ < 27! g Beex n.

3aMeTnM, 9TO KarKJbIil U3 BBIUI'PBIIIEN YJIOBJIETBOPSIET YCJIOBH-
M /C,ll’k > 0mn IC%’k > 0 gyst Bcex n u k. Ilosromy u3 paBHOMEp-
HOW OTpaHMYEHHOCTH CYyMMAapHOTO BBIMTPHIMa [, ClieyeT orpaHu-
TEHHOCTh KaXKJI0T'0 M3 BBIMTPHIIIEH ICTll’k u K%’k. Kaxk 6b110 0Ka3aHO
BBIIIE, OTPAHMYEHHOCTD KayKJIOTO U3 ITUX BBIUTPBINIEH BIeYET OJIHO-
BPEMEHHOE BBIIIOJIHEHNE [PejiesIbHbIX HepaseHeTs (7.12) u (7.13) yke
Tenepb JJId Beex €, k=1,2, ...

Orcrona mojiydaeM, 9TO cMellaHHasi crparerust Ckenmuka BbI-
uyxRmaet [Ipedckasamens, 9To6bI BHINTPATDL B UTPE COTIIACHO TEOpe-
Me 7.4, BbIIaBaTh TaKW€e IPOTHO3bI, YTO BBIIIOJHEHO CJIEIYIONIEE YCI0-
BHUE KaJInOPyeMOCTH:

n

lim 3 (wi — pi) = 0. (7.14)

Oupenenenne kamubpyemoctu (7.14) obsagaer 09eBUIHBIM HEIO0-
craTkoM. Hampumep, XopoIio KaaudpyeMbIMU ITPOTHO3AME IS IIOCTIe-
J0BaTEJILHOCTH W1, w2, ... = 0,1,0,1,0,1,0,1, ... aBisercs nocsemno-
BaTEJbHOCTD P1, P2, ... = %, %, %, %, %, %, %, %, ... Opmnaxko, eciu pac-
CMATPUBATH TOJBKO YWJIEHBI ITOCIEOBATEILHOCTH UCXOJIOB, UMEIOIINE
JeTHble (/I HEeYeTHBIE) HHJIEKCHI, 0I00HBIE IPOIHO3BI Y2Ke He Oy/yT
XOPOIIIO KaJuOPYEMBIMI Ha, COOTBETCTBYIOMIEH IMTOIIOC/IE0BATEILHO-
ctu. [TosTomy HEOOXOIMMO BBECTH B PACCMOTPEHUE JOTOJIHUTEILHBIE

MIPAaBUJIa BBIOOPA ITOIIOC/IEI0BATEIbHOCTEMH.
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[Tycts B iporiecce urpst [Ipupoda BBIIAET TOC/IEI0BATEIBHOCTD HC-
XOJIOB W1, W2 ..., IIpedckasamend BbIIAET IIPOrHO3LL P1, P2, ... llpa-
BUNOM 6blO0PA, HABBIBAETCS (PYHKITUS

F(p17w17p27w27 ey pn—lawn—lapn)y

OlIpeieJIEHHasd Ha II0C/IeJOBATE/IbHOCTAX TUIIA

P1,wW1,P2,W2, ..., Pn—1,Wn—1;Pn,
rIe p, — Iporuos [lpedckasamens Ha mare n, n = 1,2, ..., U IpUHA-
MaloIlasd TOJbKO JBa 3HadeHus: 0 u 1.

IToceroBaTe/ IbHOCTD IIPOCHO30B P1, P2, ... HA3LIBAECTCHA LOPOULO
Kaaubpyemoti Ha IOCJIEIO0BATEILHOCTH UCXOIOB Wi,W2, ... OTHOCH-
TeJIbHO TpaBuiia Bbibopa F(p1, w1, p2, w2, ... ,Dn—1,Wn—1,Pn), €CJII
BBIIIOJTHEHO

n
SUPZF(plawhm,wz, cevy Pic1,Wis1, i) < 00
"oi=1
TN
n
> F(p1,wi,p2,w2, -0y pic1,wio1, pi)(wi — pi)
lim =L =0. (7.15)
n—oo
ZlF(pl,WhPQ,WZ; ooy Dic1,Win1, i)
i=

OCHOBHOI PE3yIbTAT TEOPUU YHUBEPCAJIHLHOTO MPOTHO3UPOBAHUS
YTBEPXKIAET

Teopema 7.5. Jlas 410600 cuemmnoti nociedosamesvbHOCU Npasun

ewbopa Fy, k = 1,2, ..., cywecmsyem maxas cmpameaus Ilpeod-
ckazamens (ar2opumm 6bucAeHUA NPoeno3os P, no npedwcmopuu
Pl W1, P2, W2y -y Dn—l,Wn—1), ¥Mo npu 4060l cmpamezuy, IIpupo-

abL, suamoweﬁ UCTOObL Wp HA oCHOBAHUU U3BECTIVHDLT 3HaveHut

pb1,W1,p2,wW2, ..., Pn—1,Wn—1,Pn,

nocAedosamessbHOCMb NPO2ZHO306 D1, P2, ..., BLIIABAEMASA 2EHEPANO-
DOM CAYHATIHDIE “uces, 6ydem Topouro Kasubpyemots omHoCuUmesbHo
1106020 npasuaa ewbopa Fy, npu ycrosuu sup,J, < oo (m.e. xoeda
2EHEPANOP CAYUATHBLT YUCEA BBLOAEM NPABUNLHBLE CAYHATHBLE YUCAQ).
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Lloxazameavcmeo. JJokazaTerbCcTBO TEOPEMBI IIPEICTABIISIET CODOIM
CJIEJLYIOIIUI TIAT YCAOXKHEHUsT PACCMATPUBAEMOI BBIIIE KOHCTPYKITUH.

B koucrpykiuu crparermii Sy (p) m Spk (p) wmcIIO €} 3aMEHNM Ha
mapy €pFs, tne k,s =1,2, ...

PaccmorpuM GeCKOHEYHBIE TOCJIEI0BATEILHOCTA BCIIOMOTATE b-
HbIX cTpareruit Cxenmuxa:

k

S’rll,k,S(p) — Esz(p17w17p27w2’ ey pn—l,w’rLfl?p)ICr}L’_’ls?
27k7

S2E5(p) = —exFs(p1,w1,p2, w2, -+ Pu1,Wn1,P)K0

Bresiem Kakyo-HuOyap 3bdeKTUBHYI0 HyMEpaIMIo BCEX IAp HATY-
pasnbubix unces (k,s). Ilycrs jyist Takoil mapel ¢ HOMepoM i GyJer
p(i) = u q(i) = s. Takyto nymeparuio u dyuxiwu p(i) u ¢(i) nerko
OIIPeJIeJINTh KOHKPETHBIM 00pazom. Omupeseanm

(e 9]

SEp) = Y27 S0 p),

j=1

Sa (p) =Y 279 5pP090) (p),
j=1

Su(p) = 5(S7(p) + S5 (0))

Jlajee 10Ka3aTe/ILCTBO MPOXOAUT AHAJOTHIHO CIyYAI0 CMEITUBAHUS
crpareruii Cxenmuka ¢ MHOXKUTEJIAMUA €.

3aMeTuM, 4TO CyMMHMPOBAHME B MOJIEPHU3MPOBAHHOM BapUAHTE
(7.11) HOIZKHO TPOU3BOAMUTLCSA TOJIBKO II0 TEM 4, JIJIs KOTOPBIX

F(p1,w1,p2, w2, ..., Di—1,wi—1,pi) = 1.

B monepunsuposannom Bapuante (7.11) u B (7.14) mist Toro, 4T00bI
nostyants (7.15), Ha/l0 n B 3HAMEHATEJIe 3aMEHUTH Ha

n
> Flpy,wi,p2,wa, -, Dio1,wio1,Di).
i=1
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7.5. 3ajgjaumn n ynpakHEeHUS

1. Hoka3zark, aTo B Teopeme 7.1 MOXKHO 3aMeHUTH ycjioBue sup K, =
oo Ha ycioue lim K, = oo (VkazaHue: Jyisi 9TOrO HAJI0 BMECTO
n—oo

oxHoit crparerun M, = €, paccMoTperb 6ECKOHEYHO MHOI'O CTPa-
TEruii BUaa

ME =

n

M, ecnin K1 < 20,
0, B TpOTUBHOM CJIyUae,
e C' — Npou3BOJIBHOE TOJIOXKHUTEIBbHOE Teioe ducyo. Ilocie sroro,
- [ee]
paccMoTpuM cmech stux crparernit M, = Y. 27¢MS. Coorser-
Cc=1
crBytomuii Kanuraa CkenTrka obo3HaIaeM ICS . Heobxomumo moxa-
3aTh, YTO Ha MPOU3BOJBLHOM Imare n kKamutaj CKenTuka, KOTOPBIH
~ ~ oo
npujepkuBaercs crparerun M, pasen K, = >, 279KY. Orciona

y7Ke JIETKO MOJIy4nTh, 4T sup K, = 0o Torja u ’CI"OJlIbKO TOr/Ia, KOrja
lim K, = o).
n—oo

2. TokazaTh, 4TO B IPOU3BOJILHOM UI'DE JIJIsi BEPXHEHT IIeHbI JIFOOBIX
IIEPEMEHHBIX X, T1, T2 BbIIOJHEHbI HEPABEHCTBA!

a) Bz < supx(€).

§€

) Ea = Ea = a, rjie a — KOHCTaHTA.
C) (5131 + 1'2) < Ea?l + Exg.
d) E(z + a) = Ex + «a, t1e o KoHcTanTa.
e) E(ax) = aFEx pu a > 0.
f) ecm 1 < w9, To Bz < Ews.
3. CdopmympoBarh U JI0Ka3aTh aHAJIOTUYHbIE HEPABEHCTBA JIJIsl

o
tin

& by

HUXKHeH 1eHbl BKr nepeMeHHON .

4. JTokazaTb, uto B Jmoboit urpe 0 < P(S) < 1u P(S) <1

5. lokazarh, UTO B UTPe ¢ KOT€PEHTHBIM IIPOTOKOJIOM JIJIsI BepXHei
U HIDKHEH BeposTHOCTel JI00bIX cobbiTuit F, Fi u FEo BBLIIOJTHEHBI

HEepaBEHCTBA:
a) 0K P(E)XP(E)<L 1
b) P(Q) = P(Q) = 1.
0 P(E)=1-P(Q\E).
d) P(El U Eg) < P(El) + P(EQ)
e) P(E1N Ey) > P(E1) + P(Es) — 1



f) eCJIn E1 g EQ, TO F(El) S F(EQ)

6. IlycTe mpocrast urpa Ha npejckazaHusi u3 pasuena 7.2 (mpo-
TokoJs1 Beprysum) ¢ ucxomamu u3 muoxkectsa {—1, 1} npomomxaercs
N payunos. /lokazarb, 9T0 BepXHsISl U HUXKHSISI BEPOSITHOCTD JIIODOI
tpaekropun & amasl N paBubl 27V 1, COOTBETCTBEHHO, BEPXHSIS 1
HIDKHAA BEPOATHOCTD JII060I0 KOHEIHOTro MHOYKecTBa, S pasuel 27V | S|
(Ykazanue: Ilycrs Tpaekropust &y bUKCHpOBAHA U MOXKET HCIOJIb30-
Barbcs crparerneit Ckenmuka. s oleHKY cBepxy BepxHEl BepOsT-
HOCTH 3a,IaHHOII TpaekTopun & paccMoTpuM mosaraeM Ko = 27N n
onpenenum crparernto Cxenmuxa: My = 2N u M, =K nput > 2
BJIOJIb 310l TpaekTopuu. Oupeneaum M; = 0 mocJie TOro Kak Ha mare
t — 1 TpaekTopus £ UTPHI PA3OILIACH C 33 IaHHOI TpaekTopueii £y. To-
raa Karmrasl Ckenmuka OyeT yABamBATbCS HA KaXKJOM Ilare, moKa
TPaeKTOpHUs UI'PHI £ COBIaIaeT ¢ 3afdanuon &y. Kanuraa craner pas-
HBIM HYJIIO, KAK TOJIbKO TPAEKTOPHUs £ UIPhI Pa3oiieTcs ¢ 3aaHHOMi
rpaekropueii &y. [Tosromy Ky (&) =1 u Kn(§) = 0 upu £ # &.

J1j1s1 OLEHKH CHU3Y HUZKHEH BEpOSITHOCTH mojaraeM o = 27V u
paccmorpum crparernto My = —a u My = Ki_q upu t > 2 B1oJib
3agannoil Tpaekropun. Oupenennm My = 0 mociie TOro Kak TpaeKTo-
pUst UIPBI PA30ILIach ¢ 3aaHHol TpaekTopueii €. I1pu stom Ky = 0.
[Toka TpaekTOpHsT UTPBI COBIAIAET C 3aJAHHON TpaeKTopuen & T0JIr
Ckenmuka B KOHIIE IIara S pPaBeH — Zf;& 2ia = —(2° — 1)a. Ecm
TPAEKTOPHUsI UTPHI BIIEPBBIE Pa30ILIach C TpaeKTopuei £ Ha mare s,
To Ckenmuk BeIMTPBIBAET 2° U TOCJIE OTIAYH JIOJIFA Y HETO OCTAETCS
«. Eciim TpaekTopust urpnl copmajaer ¢ Tpaekropueit &, moar Cken-
muxka B Koune urps pasen — (2 —1)a. I[TosToMy O OKOHYAHNM UIDHI
karnuTtana Ckenmuka paBeH ).

[IpuBecTn npuMepsl COOBITUI, /I KOTOPHIX MOYKHO TOYHO BBIUHC-
JINTh BEPXHUE U HIKHHE BEPOSTHOCTH.

7. EcrecTBEHHO paccMaTpUBATh POTOKOJILI, KOTEPEHTHBIE B OoJiee
IIIAPOKOM CMBICJIE, UeM PacCMaTpPUBaJIOCh paHee. PaccmarpuBaem Bce

tpaekropun £V = &, ..., &n mmmmsr N.

[IpoTOKOST HA3BIBAETCST KOZEPEHMHVIM, €CJIA JJIsi KaXKJOW CTpa-
Terun M wm Jo60it HemosiHON Tpaektopum " = £1,...,&, JJIHHBI
n < N cyIecTByeT Takoe ee IPOI0JIKEHIEe g,flV 1 = &nt15- -+, &N, ITO

KMEN) < KM(€), tne €N = ¢7¢l, . Dro snauut, uro must jo-
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00it TOYKK TpaeKTopun £ CYIIECTBYET ee MPOIOJIKeHNe, IIPH KOTOPOM
crpareruss M He MOXKeT BBIMIDATH OOJIBIIIE €M OHA, MMeja B 3TOR
TOUKe.

JlokazaTrb, YTO IIPU TAKOM OIIPEJIeJIEHUN KOIePEHTHOTO ITPOTOKOJIA
BEPXHSISI BEPOSITHOCTH COOBITHST S paBHA

P(S) = inf{a : IMYENVR(KM(E) +a > 0) n
KME +a>1ecm € €8)}.

[Teppoe yciioBre 03HAYAET, YTO TEIIEPh IIPHU OIIPEIe/IEHNN BEPXHEIl Be-
POSITHOCTH COOBITHSI MBI MOXKEM ITOTPebOBaTh, 9TOOBI KamuTag Cken-
MUKG SIBJISIICS HEOTPUIIATEILHBIM HE TOJIBKO B KOHIE UI'PbI, HO ¥ HA
BCEX ee IIarax.

8. 3aBeplIuTh J0Ka3aTeaIbcTBO TeopeM 7.1 u 7.5.
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I'maBa 8

HOBTOpHIOH_[I/IeCH NI'pbl

B rnaBe 6 paccMaTpuBaIHCh OJHOKPATHLIE pean3alliid WP U Bbl-
YUCJISITACh MX XapPaKTEPUCTUKHU. BBIYHUC/IEHre TOYeK PaBHOBECHSI B
TaKUX UI'PaX SIBJIAETCA BBIYUCIUTEILHO TPYIOEMKIMU IIPOIIEILY PAMH.
B wacTHOCTH, KaK OBLIO MOKA3aHO, JJIsi TAKOTO BBIYUCICHUST HEOOXO-
JUMO peIaTh 3aJa4dy JUHEHHOTro MpOorpaMMHUpPOBaHusI. B 9Toil ria-
BE MBI TIOKAKEM, UTO UCIHO/Ib3ys KaJuOpyeMble MPeICKa3aHIs MOXKHO
MpubJIMKaTh TOYKHM paBHOBecusi HaIra maim TOYKH KOPPEJTHPOBAHO-
0 PABHOBECHSI B HEOIPDAHUYEHHO MMOBTOPSIIOIIMXCS UI'PAX C HOMOIIBIO
JaCTOTHBIX PaCIpeIe/IeHn.

B pazmesne 8.1 MbI paccMOTPUM aCUMITOTUYECKHE XapaKTEPUCTU-
K1 O€CKOHETHO IMOBTOPSIOIINXCSI UTP C HYJIEBOH CyMMOW M IIOKarKeM,
YTO IIOCTPOEHHBIE paHee aJrOPUTMbI, MAIIKMHHOIO 00yYeHusT IpudJIn-
2KaloT TOYKHU paBHOBecusi Harma.

B paznene 8.2 mbr gokaxkeM TeopeMy Biekyasisia o mocTuKuMO-
CTH, KOTOPas sIBJSETCsS 0000IIeHneM MUHUMAKCHON T€OpeMbl Ha CJIy-
Jail BEKTOPHO 3HAYHBIX (PYHKIUI BRIMIPHIIIa. B pa3maerne 8.3 Mbl mpu-
MEHHM 3Ty TEOPEMY I MOCTPOCHUS KaJUOPYEMbIX IPEICKA3AHUIA
JIJISI CJTydasi IPOU3BOJIBHOIO KOHEYHOTO YHCJIA MCXOO0B.

Hamee, B pasmene 8.4 Oymer moka3aHO, UTO €CJIH B HEKOTOPOM
HEOI'PAHIYIEHHO ITOBTOPSIONIEHCST UTPe BCE UTPOKU HCIIOIb3YIOT IPe/I-
CKa3aHUsl, KOTOPble KAJHOPYIOTCS Ha TOCJIEIOBATEILHOCTIX CTpaTe-
ruii, BEIOPAHHBIX B UTPE STUMU OIIOHEHTAMHU, W BBIOMPAIOT “OITH-
MaJIbHBIA OTBeT’ Ha 3TU IpeJCKa3aHWsi, TO COBMECTHOE YaCTOTHOE
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pacupeiejieHre CTpaTernit UTPOKOB CXOJNTCSA K MHOYKECTBY KOPPeIn-
POBaHHBIX PABHOBECUIl UTPHI.

8.1. BeckoHeYHO MMOBTOPSIOIINECS UTPHI JIBYX UT-
POKOB C HYJIEBO CyMMO

B sToM pazmesie MbI pACCMOTPUM UI'PBI, TOBTOPSIONINECS] BO BPEMEHH.

JomycTun, 9T0 Ha KazkaoM mare t = 1,2,... IepBbIil HI'POK BbI-
6upaer xox I; € {1,..., N} B cOOTBeTCTBHU C pacipejiejleHIeM Be-
positHOCTEl Py = (P14, ..., PN,t) (CMermamHOil crparerueii), a BTopoi
urpok Beibupaer xox Jy € {1,..., M} B cooTBeTCTBUH C DacIipe/ie-
JeHneM BeposATHOCTE ¢t = (qi4,..., ¢N,t). CMelIanHble CTpaTernu
UT'POKOB Py U Gy MOTYT 3aBUCETH OT IPEJIIIECTBYIONINX XOI0B UT'PO-
KOB M WX PE3YJbTATOB. BBIMIPHII MEPBOro UrpoKa Ha mHiare ¢ paBeH
f(Iy, J¢), a Bomrpsim Broporo urpoka pasen — f (I, Ji).

Bysiem cpaBHUBATH KyMyJISITUBHBII BHIUTPBIII KazKJI0I0 HIPOKa 32
N AroB ¢ KyMYyJISITUBHBIM BBIUTPBIINEM €ro HAUIy dIeil KOHCTaHTHOR
CTpaTeruu:

Jmax S f(i k) = f(I )
T =1 t=1

JJIgd IIEPBOT'O UT'POKa 1

S fUn )~ min > (1)
=1 j=1..., M =1

JIIST BTOPOT'O UTPOKA.

MpbI TpUMEHMM TEOPHIO IpPeJICKA3aHUN € UCIIOJIb30BAHUEM 3KC-
IEePTHLIX CTPATEruil [/l BLIMACICHUS TPUOJNKEHUI K PABHOBECHUIO
B Takux urpax. Ilpum anajnuse JeficTBUil IEPBOTO MI'POKA MHOZKECTBO
ero xo/10B {1,..., N} 6yuer paccMarpuBaThCsl KaK MHOXKECTBO BCIO-
MOTaTeIbHBIX 3KCHEepTOB. KarK/Iblii 9KCIepT 7 BBIAAET Ha BCEX HIarax
OJIHO W TO XKe IIpeJicKasanue pasHoe i € {1,..., N}. Ilepsbiii urpok
paccmaTpuBaercss Kak [Ipedckazamens, KOTOPBIN BBIAAET Ha KaykKJIOM
mare ¢ npejckasanue ;. [Ipu srom xonpt Jy € {1,..., M} Broporo
UTPOKA MHTEPIPETUPYIOTCA KakK UCXOAbI [TpupodoL.
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Amnayornumo, Tpu aHagn3e JeHCTBUI BTOPOTO UTPOKA MHOXKECTBO
ero xo7oB {1,..., M} TakyKe paccMaTpuBaeTCst KAK MHOXKECTBO BCIIO-
MOTaTeIbHBIX 3KCIePTOB. KaxK/Iblil 9KCIEPT j BBIJAET HA BCEX Iarax
OJIHO U TO Ke TpejicKazanue pasuoe j € {1,..., M}. Bropoii urpok
paccMmarpuBaercst Kak IIpedckasamens, KOTOPBIN BBLIAET Ha KAXKIOM
miare t npeackazanue Jyp. pu stom xoxwr I € {1,..., N} nepsoro
UI'POKA MHTEPIPETUPYIOTCS KaK UCXOIAbI [Ipupodul.

Pazbsgcaum Tenepb, Kakue OYHKIUHU [IOTEPb UCIOJIB3YIOTCS DU
sToMm anasmuze. [lotepu nepporo urpoka pasubt A (Jy, I;) = — f (I, Jp),
e J; — ucxon Ilpupodel, a I — nporuo3 nepBoro urpoka Ha iare t.
[Torepn BTOporo mrpoxa pasubl A2(Iy,J;) = f(I;,J;), roe toe I —
ucxon Ilpupodv, a J; — Iporuo3 BTOPOro Urpoka Ha Iiare t.

[Tepsbiii (M1 BTOpOit) UIPOK MOXKET BBIOUPATH CBOM XOJbI (CMe-
[IAHHbIE CTPATEIUH) COIVIACHO HEKOTOPOMY IIPABUJLY HJIM aJIlOPUTMY,
KOTOPBINl Ha KaXKJIOM Iare ¢ BBIJAET paclpee/ieHne BepOsSTHOCTEN
Pt (mmu Gp). Asropurm nomo6HOTO poja Oy/leT Ha3BIBATHCS OHAATH
cmpamezueti TIEPBOro (UM BTOPOTO) UTPOKA B OECKOHEUHO NOGMOPA-
rowetica uape.

HomyctuMm, 910 006a UI'POKa BBIOMPAIOT CBOH XOJbI B COOTBET-
CTBUU C OHJIAIH CTPATErusIMHU, COCTOSATEJNbHBIMU 110 XaHHaHY (CM.
ompegeserne (4.57)). Hampumep, MOXKHO HCHOJIB30BATH AJITOPUTM
9KCIIOHEHITUAJILHOTO B3BemuBaHusi w3 pasuesa 4.6. CoryracHo aToMy
AJITOPUTMY IIE€PBBIl UI'POK BBIOMPAET CBOIO CMENIAHHYIO CTPATErHIO

bt = (P14, ..,pNt) HO dopmyite:
exp (—m 22;11 (s, z))
Dit = - ,
Zszl exp (—m Zizll AT, k))

e ¢ = 1,..., N, ny — nepemenusiii napamerp obydenus. [Ipu srom
x071, J5 BTOPOTO UTPOKA PACCMATPUBAETCH KakK mucxom I[IpupodoL.

Ilo ciencrBuio 4.3 mepBBIT UTPOK SBJISIETCS COCTOSTENBHBIM IIO
XaHHaHy, T.€., IPU COOTBETCTBYIOIIEM BLIOOPE ITapaMETPOB 7); UMEET
MECTO

n

1 1 &
limsup [ = > A (J, I) - minNgzx\l(Jt,i) <0 (81
v t=1

n—00 ni4 i=1,.
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C BEPOATHOCTDIO 1, T/Ie pacipeie/ieHre BepOsITHOCTEH Ha TPAEKTOPHUIX
IIEPBOI'0 UTPOKA, OIPEJIESeTCS 10 TOCEI0BATEILHOCTH PacIpeiese-
Al o, t=1,2,....

Bropoit urpox MOXKeT TaKKe MOXKET INPUMEHSATH aHAJOTHUIHYIO
crpareruio. B aToMm ciaydaro on Takke OygaeT COCTOATEIbHBIM 110 XaH-
HaHy, T.e. C BEPOATHOCTBIO 1 MMeeT MecTo

I 1 ¢
lim sup HZ)‘Q(It’Jt) _j,minMﬁZAQ(It’j) <0. (82
t=1 t=1

n—00 =1,...,

B repmunax Boarpsbiiieit (8.1) uMeer Buj: ¢ BepOATHOCTHIO 1 BbI-
ITOJTHEHO

1< 1O
lim inf - E f(Ly, Jp) — max - g f@,Jy) | =0, (8.3)
t=1 ‘ t=1

n—oo =1,..., N

rie TpaekTopud I, Is, ... pacipejenena mo Mepe p; X P2 X ... — Ipo-
U3BEJICHUIO CMEITAHHBIX CTPATEruil IeEPBOTO UT'POKA.
Coornomenne (8.2) nMeeT BHJI: ¢ BEPOSTHOCTBIO 1 MMeET MECTO

n—o0

. RS o 1g .
hmsup ;Zf(ltﬂ]t) _] {nlnMEZf(Itu.]) < 07 (84)
t=1 T t=1

rme TpaekTopus Ji,J2,... pacmnpeneneHa mo Mepe q; X G2 X ... —
HPOU3BEJIEHUIO CMEIIAaHHbIX CTPATEruili BTOPOT'O UTI'POKA.

Crenyromast TeopeMa yTBEPKIAET, 9TO €CJIH IIePBBIil UTPOK BHIOH-
paeT CBOM XOJIbI COIVIACHO COCTOATEJIFHON 1Mo XaHHAHY OHJIANH CTpa-
Teruu JiJisi 66CKOHEYHO TOBTOPSIONIENCS UTPBI, TO HE3aABUCUMO OT TOT'O
KaK BTOPOI UI'POK BBIOMPAET CBOU XOJIbI, CPEIHUN BBIMTPHIII IT€PBOTO
UrpoKa HE€ MO2KEeT 6bITb HaMHOI'O MEHbIIIEe 9YeM ITeHa HUI'DbI. AHaJIOFI/ILI—
HOE yTBEpK/IEHUE BEPHO JIjIsi BTOPOIO UT'POKA — €CJIM BTOPO# UI'POK
BBIOMPAET CBOM XOJIbI COIVIACHO COCTOATENIHbHON 110 XaHHAaHY OHJIANH
CTpaTEruu, TO HE3ABUCUMO OT TOTO KaK BBIOMPAET CBOU XOJIbI HEPBBII
UTPOK, CPEIHUI IPOUTPHIIT BTOPOT'O UT'POKA HE MOYKET ObITh HAMHOIO
0oJIbITIE YeM I[eHa UTPHIL.
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Teopewma 8.1. Jlonycmum, umo 6 uepe 06yxr Auy ¢ Hyareeot cymmot
nePevili UPoK BLLOUPAEM CE0U TObL COZAACHO OHAGTH CMPAME2UL, CO-
cmoamenvnoti no Xannany. Toeda nesasucumo om mozo0 xax emopot
U2PoOK 6uLOUPAEM, CEOU TOObL

1
liminf =" f(I;, Jp) > v, (8.5)

nowmu 6ciody, 20e v — yena uzpol.

Ecau xaoicowti uepox npudepscusaemca onaatin cmpameauu, co-
cmoameavroti no Xannany, mo, ¢ eepoammnocmsio 1, umeem mecmo
DPABEHCTNEO

lim 1 > f(I, ) = (8.6)

Zloxazamenvcmeo. lleHa UTPBI TIpeICTABIISAETCST B BUIE

v =maxmin f(p,q) = minmax f(p, q).
[ a b

Kpowme Toro,

N M
FE.0) =Y pigifi.j),
i=1 j=1
N
f(p.g) = me(i,ﬁ,
f(l7(j) = Z@Uf(%])
j=1

Coryacao coornomienuio (8.3), /s T0KA3aTEIBCTBA IEPBOTO YTBEP-
KjieHust (8.5) TeopeMbI JOCTATOYHO MIOKA3aTh, YTO JJisi IPOM3BOJILHOI

mocjeoBaTeIbHOCTH J1, Jo, ... XOJ0B BTOPOIrO UTPOKA
1 n
max — E fli,Jy) = v (8.7)
i=1.., N n
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JJId BCEX M. ,B;.HH JOKa3aTe/JbCTBa 3aMETUM, ITO

1 n
ma‘X Zf Z Jt m}?XEZf(ﬁa Jt)7
t=1

n

Tak Kak »_ f(p,J;) nuHeiiHO 10 P, & MaKCUMyM JIMHEHHO# (dyHK-
=1

UM, ONIPEICJICHHON Ha CUMILIEKCE BePOITHOCTHBIX PACIIPEIeIeHIIT Ha

{1,..., N}, gocruraercsi B OJ{HOI U3 €rO BEPIINH.

IIycTp
1 n
Gin = 2 V=)
t=1

— 9gacToTa IAaroB, Ha KOTOPBIX BTOPOil UIPOK BhIOUpaeT xox j. IlycTrh
Takke §n = (Qin,- .-, qMpn). Torma

1 n
m@X*Zf(ﬁa Jt maXZQ]nf D,J
o t=1 j=1
= max f(P,Gn) = minmax f(p,q) =v
q D

JIJIst IIPOM3BOJILHOM IOCIEI0BATENIBHOCTH J1, Jo, . . . XOI0B BTOPOrO UI-
poKa

s mokasarenbcTBa BTOPOro yreepxKienus (8.6) TeopeMbl BOC-
nosb3yeMcst ycaosueM (8.4) cOCTOSTENBLHOCTH TI0 XaHHAHY M JOKa-

2KEeM, UTO
' min g f(I;,j) < v =maxmin f(p, q)
7j=1,..., p q
JIUTs1 TIPOM3BOJIBHOI mocstetoBarestbHoct I1, Io, . .. XO/IOB IIEPBOTO HI-

poka. JloKa3aTeabeTBO 9TOr0 yTBEPIKIACHHs AHAJOIUIHO JTOKA3ATE b
crBy HepaBencrsa (8.7).
Otcrona momyanm

lim sup — Zf I, Jy) < (8.8)

n—oo N

IIOYTHU BCIOALY, TJie U — [eHA UIPHL.
O6bemunss (8.8) n (8.5) nomyunm (8.6). Teopema nokazama. A
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8.2. Teopema BJieky3ii1a 0 JOCTHXKNMOCTHI

Teopema 8.1 U3 HpeIbIAYIIEro pa3jiea yTBep:KIaeT, 9TO IEePBbIi Ur-
POK IIPH JOCTATOYHO OOJIBIIIOM YHCJIE MAr0B, IPUIEPKUBASICH OHJIARH
CTpaTeruu COCTOATENbLHON 110 XaHHaHy, MOXKET CHEeJIATh CPEIHee 3Ha-
YEeHHNE€ CBOET'O BBIUI'DBINIA aCHUMIITOTUYECKM HE MEHbIIEe II€eHbl HUI'DBI,
KaKoii Obl cTpaTeruu He IPUIEPKUBAJICS BTOPOH UI'POK.

B stom pazaesne mbl paccMoTpuM 00600IIEHIE 9TOTO YTBEPKICHUS
Ha CJIy4ail BEKTOPHO—3HAYHON (PYHKINK BHIUIPLIIIA U IIPOU3BOILHOIO
3aMKHYTOI'O BBIITYKJIOI'O MHO2KECTBa S BMECTO II€HbI UI'DHI. By,ZLGT 10-
KazaHa 3HaMeHuTas Teopema Birekysiia o goctukumoctu (Blackwell
approachability theorem). Dra Teopema npecrapisier HeOOXOIUMBIE
1 JOCTATOYHBIE YCJIOBHS, IPU KOTOPBIX CYIIECTBYET PAHIOMUBUPO-
BaHHAsI OHJIAIH CTPATErusi IEPBOI0 UTPOKA Jjist OECKOHETHO TOBTOPSI-
FOIIEICsT UIPBI, HPUAEPKUBAsICh KOTOPOH OH C BEPOSITHOCTHIO 1 mipu
HEOrPpamYeHHOM IIPOJIOJIXKEHUN UIPBI MOYKET KaK yIOZHO OJIU3KO IIPH-
OJIM3UTDH CpejlHee 3HAUEHNE BEKTOPA CBOErO BHIUTPHINIA K 33 IaHHOMY
MHOXKECTBY S, HE3ABHCHMO OT TOrO, KaK Obl He BHIOMPAJ CBOU XOJIbI
BTOPOI UI'DOK.

B 1956 r. Burexyssur [11] npemmoxumn obobiienne MEHIMAKCHOM
TeopeMbl Ha CJiydail BeKTOpHO3HAYHOM (pyHKIMHN BhiUrphima. [Tozxke
OBLIO 3aMeYeHO, UTO 3Ta TeOPeMa MOXKEeT OBITH HCIIOJIb30BaHa, IIJIst
IIOCTPOEHUsT KAJIMOPYEMbIX ITPEICKA3AHUIA.

[To-npexkHEMY paccMaTpUBAETCs UIpa ABYX JHUIl. TOJIBKO Telephb
byukius pourpbina f(i,7) IpHHEMAET 3HAYMEHHUS B d-MEPHOM IIPO-
crparctBe RY. HamoMHIM, 9TO CTpATErnn mepBOTO UIPOKa IIPIHA/I-
Jiexkar Koneanomy Muoxkectsy Z = {1,..., N}, a crparerun BToporo
UrpoKa IpuHaiexkar Koneanomy Muoxkectsy J = {1,..., M}. Cme-
LIAHHBIE CTPATErdU UIPOKOB — 3TO PaCIpeleseHus] BEPOITHOCTEH Ha
muOKecTBax Z u J. VIx muoxkectBa obosnauatorcs P(Z) u P(J) co-
orsercreento. Ilpu p = (p1,... ,pn) € P@) u ¢ = (q1,-.. ,qu) €
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N
f(B,j) = Zpif(aj),
w
FG,0) = q;f ),
j=1

— N M —
Fo.0) =" pigi f(i. ).
i=1 j=1

Kak O6bI‘{HO, paccMaTpuBacM €BKJINAOBO PDACCTOAHUE

MezK Ty JTI0OBIMH 1By Ms BeKTopamu Z, § € R Ecimn S C RYuz € RY,
TO pacCTOsTHUE OT TOYKU T O MHOXKECTBaA S OMPEIeNISIeTCS KaK

dist(z, §) = inf ||z — g].
ist(z, $) = Inf ||7 — 9]

Jutst 3aMKHyTOrO MHOXKECTBa S 1IyCTh dg(Z) 0bo3HaTaeT KaKOi-HIOY/ 1b
ssleMeHT y € S, st koroporo paccrosinne dist(Z,y) MHHHMAIBHOE.
Ecim x Tomy xe S — BBIIYKJIOE, TO TAaKOl 9JIEMEHT €MHCTBEHHBII.
Muosxkectso S C R naspisaercs docmusicumvim (approachable),
€CJIN CYIIECTBYeT TaKasl PaHJIOMU3NPOBAHHAsI OHJIAIH CTpATerus mep-

BOI'O MT'POKa P1, P2, ..., ITO JJId JIIOOOH MOCIEI0BATEILHOCTH XOIO0B
Ji, J2,... BTOpOro urpoka st P-TouTu Bcex mocjeaoBaTebHOCTel
I, I, ... XOIOB IIEPBOTO UI'POKA BBIIIOJIHEHO

T
. . 1 Z =
Th—r};o dist f e f(It7 Jt)7 S| = 07

rae P — ob1ree pacipeesierne BeposiTHOCTEH Ha TpaekTopusx 11, I, . . .

XOJIOB IIEPBOI'0 UI'POKA, KOTOPOE OIPEIEISIeTCs PACIIPEIE/ICHUSME D1, P2, - - - -

Crnenytommast TeopeMa JaeT JOCTATOTHOE YCIOBUE TOCTUKIMOCTH
3aMKHYTOTO BBIITYKJIOIO HOJMHOXKeCTBa 13 RY.

[IpeamosaraeM, 9T0o paccMaTpUBaeMble JaJjiee MHOKECTBaA, S 1 3HA-
wennsa f(i,j) HAXOAATCA B €IUMHIYHOM IITApe MPOCTPAHCTBA R
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Teopema 8.2. 3adano 3amrrymoe suvinyxaioe nodmmostcecmeo S C
Re. [laa wasicdozo eexmopa T & S paccmompum eunepnaockocmo Iz,
npoxodawyro weped moury ds(T) u opmozonasvbyo npamot, coedu-
narowet mouku T u dg(T).

Honycmum, wmo das xascdozo sexmopa T & S cyuecmsyem pac-
npedenerue p € P(I) maroe, wmo sce mowwu f(p,1),..., f(p, M)
U MouKa T AeHCAM No pasdmnvie cmoponst 2unepnaockocmu Iz, Toeda

MHOoHCECTME0 S dOCTNUINCUMO.

Zoxasameavcmeo. Ilycts Iy, 1o, ... u Ji, Js, ... — Kakue-1ubo 1mo-
CJIEJIOBATE/IbHOCTH XOJOB IIEPBOTO M BTOPOrO HIPOKOB. O6GO3HAYUM
BEKTOD CpeJHero 3HaUeHUs] BHIUIPHIIIeil 3a IePBbIe ¢ IIaroB

t
R R
my = t;f(fi,z]i)-

IIycre Ha mIarax UIpbl MEHLIIMX | UIPOKHM YK€ IHPOU3BEIU XOJbI
Ii,..., I;_1uJy,..., Ji_1. llpeanosoxum, ato my_1 & S.

Ypasuenue runepiuiockoctn Il |, npoxosieit epes Touky dg(mi—1)
U OPTOTOHAJIBHYIO IIPSIMOM, COEIUHSIONIEH TOUKU my—1 U dg(mi_1),
AMeeT BUJ,

(We—1 - &) — b1 =0,

rje
 omyy —dg(my—1)

-1 — ds(mi—1)]|

Wt—1

bi—1 = (W1 - ds(my—1)).

[Tpeamomnaraem, uto mgy = 0.

BamMeTHM, 9T0 TOYKA M1 HAXOIUTCS BbIIIE THIIEPILIIOCKOCTH (TaK
KaK sBJIAETCA KOHIIOM HAIIPABJAIONIEI0 BEKTOPA 3TON T'UIIEPILJIOCKO-
cTH).

ITo ycmoBuio Teopembl JJISI T = M| CYIIECTBYET CMeIaHHas
CTpaTerus Pz MEPBOrO UI'POKA, JIJIsI KOTOPO BCe TOUKU

f(ptal)a"'v f(ﬁtvM)
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HaXO0dATCA HUXKE ,ZI;&HHOfI THUIIEPIIJIOCKOCTH:

(We—1 - f(Pt,5)) — be—1 <0

st BceX J = 1,..., M. D10 ycjoBre MOXKHO TaKKe 3allUCATh B BUJIE
o1 (f d <0. 8.9
max (@ (f(pr, ) = ds (1)) (8.9)

CwmernraHHast CTPATErust Py OLPEENISeTCs IIyTeM PEIeHUsT 33 J1a9u JIU-
HeHOTO TporpamMMupoBanus (8.9).

[IpoBepumMm, uTo TOUKA My “UpubIMKaeTcss’ K MHOXKecTBY S. U3
oIpe iesIeHn st

dist(img, S) = ||y — ds(m)|| < e — ds(me_1)]l.  (8.10)

Herpynuo nposeputsb, 4T0

t—1
ﬁlt Tmt 1 + f(-[t,Jt) (811)

Bossenem B kBajpar HepapeHcTBO (8.10) ¥ IPOIOTIKIM BBIKJIAJIKH C
ucnosib3oBanueM (8.11)

2

dist(my, S ——My—1 + f(It;Jt) ds(mi—1)

Ht—l

2

——(my—1 — ds(me—1)) + ( (It, Jr) — ds(m—1))|| =

’t—l

7
( ) 7701 = ds ()| +

28 > S (s — (i) - (P ) — ds(n-1))) +

+tl2||]?(ltw]t) — dg(m—1)|*. (8.12)

Tak Kak MHOXKeCTBO S 1 Bee 3Hadenust f (i, j) HAXOAATCS B €IMHITHOM
mape npocrpancTsa RY, BBHINOJIHEHO HEPABEHCTBO

1f (I, Jp) — ds(me—1)| < 2.
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Hcnomnb3yst 910 HepaBeHCTBO IpeobpasyeM HepaseHcTBa (8.11) i (8.12)
B HEPABEHCTBO

|y — ds(m)[|” = (t = 1)?[lme—1 — ds(m—1)||* <
<4+ 2(t = 1)((Mu—1 — dg(mu—1)) - (f(It, Jt) — ds(mi—1))). (8.13)
O6o3naunm A
Ky = Tnmtﬂ —dg(mi—1)||-
Bommomaeno 0 < Ky < 2upu t < T. Cymmmupyem o t = 1,... T
JIEBYIO U IIPABYIO YacTH HepaseHcTsa (8.13) u pazmemm ux na T2

lmr — ds(m7)|* <

T
< % + % ;Kt—l(wt—l . (f([t, Jt) - dS(mt—l))) <

1 2 _ )
< gt p 2 K@ () = o I0). (5.14)

L1151 OJTy YeHus 110CIIe/JHEro HepaBeHCTBA Mbl HCIIOJIb30BAJIN HEDABEH-
crBo (8.9).

Bropoe ciaraemoe mocsesnero dieHa (8.14) npejcrasisier coboit
MapTHHIaJ-pa3HocTh. * [losToMy omo 1o ciiesctmio 4.9 K HepaseH-
crBy XeduHara—As3yMbl OUTH BCroay crpemurcss K O mpu T — oo.
Orcrona

dist(mr, S) = |l — ds(mg)|| — 0 mpn T — 0o

¢ BeposiTHOCTBIO 1. Teopema mokazana. /A

B cnenyiomeit Teopeme JraeTcs HEOOXOIUMOE U JJOCTATOYHOE YCJIO-
BHUE, IIPU KOTOPOM IIPOU3BOJILHOE 3aMKHYTOE BBIITYKJIOE€ MHOXKECTBO
JOCTHXKUMO IEPBBIM HUI'POKOM.

Teopema 8.3. Bamxnymoe evnyraoe nodmmoscecmeo S C RE do-
CTNUDHCUMO NEPBBIM UZPOKOM T020A U TOALKO T020a, K020a 0AlL KadiC-
dozo q € P(J) cywecmsyem p € P(I) maxoe, wmo f(p,q) € S.

'Tax kax Ep, (f(Is, J¢)) = f(Pe, Ji), tie E — CUMBOJ MATEMATHHECKOTO OKH-
nanus. Takxke K;—1 — npenckasyeMast ciiydaiiHas BeJMIHHA.
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Jlokazamenvcmeo. domyctum, aro jyist kaxkgoro ¢ € P(J) cyre-
cryer p € P(Z) rakoe, uro f(p,q) € S. Ilycrs Takxke Tog & S u dg(Zo)
— OmmKaiimast K o Touka u3 S. PaccMoTpuM BCIoMoraTe/ibHY0 MaT-

puuHyo urpy ¢ dyukuumeii siurpbima a(i, 7) = ((ds(zo)—zo)- f(,7))-
[To MurMMaKCcHOIT Teopeme
max min a(p, j) = min max a(z, q). (8.15)
p J q 7

o ycioBuio Teopembl jist KazKI0ro § € P(J) cymecrByer p Takoe,
aro f(p,q) € S. Orciona n u3 (8.15) mosty1aem

m]‘gixmjin((ds(f?o) —Zo) - f(p, ) =

= mqin mgx((ds(wo) —T) - f(P,q) >

> ggg((ds(fo) —T9)-38) =
= ((ds(Zo) — o) - ds(Z0))- (8.16)

[Mocnennee pasencrBo u3 (8.16) cieiyer u3 onpejeseHusl BEKTOPa
ds(Zo) ¥ BBIIYKJIOCTH MHOYXKECTBa S.
PaccmoTrpumM rumnepiiiocKocThb

L(z) = ((ds(Zo) — Zo) - 7) — ((ds(Zo) — Zo) - ds(Zo)) = 0,

POXOJISAIIY IO Yepe3 TOUKY dg(xg) 1 OpTOroHAIBHY IO BeKTOpY dg(Zo)—
Zg. Jlerko mpoBepuTh, 9TO

((ds(zo) — Zo) - To) < ((ds(Zo) — Zo) - ds(Zo)).

Orcrona monydaem L(Zg) < 0, T.e., TOUKa T JEXKUT HUKE TUIEPILIOC
koctu L(z) = 0.

W3 HepaBeHCTBa MEXKIY IIEPBBIM U IIOCAETHUM YJIEHOM IIEIIOYKI
paBeHCTB U HepaseHCTB (8.16) ciesyer, uro cymecrsyer p € P(I)

Takoe, 9To it jioboro j =1,..., M
((ds(z0) — @0) - f(P,)) = ((ds(Zo) — To) - ds(o))-
Nupivm cnosamu, L(f(p,5)) = 0 aas moboro j = 1,..., M. Takum

obpaszoM, runepiiockoctb L(Z) = 0 pasuessier 9TH TOYKH U TOUKY
Zo. CilemoBarebHO, MHOXKECTBO S JOCTHUKUMO II0 Teopeme 8.2.
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st mokazaTebeTBa 06paTHOTO YTBEPIKIEHHS , JIOIYCTHM, 9TO Cy-
mecrsyer §o € P(J) Taxoe, aro f(p, o) € S mis Beex p € P(I).

[Tpumenum Teopemy 8.2 71t UTPBI ¢ TPAHCIIOHMPOBAHHOM (DyHKIM-
eit Bemrpoima f'(i, ) = f(j,4) U BBIIYK/IOro 3aMKHYTOIO MHOMKECTBA,
T(q) = {f(p,q0) : p € P(T)}. _ _

I[To onpenenenuto Bee 3uadenust f'(go,0),..., f'(Go,N) € T(qo).
U3 Boinykiocru muozkecrsa 1'(qgo) caemyer, aro st jioboro T & T'(qo)
toukn T u f'(qo,0),..., f'(Go, N) HaxomsaTCs IO pas3Hble CTOPOHBI OT
runiepriiockocTn Iz, mpoxossmeit 1epes TOUKy dr(q,)(Z) 1 oproro-
HAJIBHYIO TPSMOit, coeuustomeit TOUKn T 1 dr(qy)(T).

Torga mo Teopeme 8.2 MuO)KecTBO T'(Jp) JOCTUAKUMO JIJIsSi UTPBI C
TPAHCIOHUPOBAHHON (DYHKIIMEH BBIUTPBINIA U C IMTOCTOSTHHON CTpaTe-
ruen qg.

Mer pomycrumu, aro T'(go) NS = 0. Tlo ycnoBuio TeopeMbr u mo
onpeesennio muoxkectsa S u T'(qo) 3amkuyTbie. Herpy o mokasars,
9TO B 9TOM CJIy4ae MHOKECTBO S He JIOCTHKUMO JIJIT MCXOIHOM UIPhI
(em. 3agauy u3 pazzena 8.5). Teopema mokazana. A

B kauecTBe 1epBOro NpUMEHEHUsT TeOPeMbl 8.2 MOCTPOUM OHJIAHH
CTPATEruio MpeJICKA3aHNsT COCTOATENbLHYIO 110 XaHHAHY.

I[Tycrs 3aaub1 MHOKecTBa X010B Z = {1,..., N} — nepBoro urpo-
kaun J ={1,..., M} - Broporo urpoka. P(Z) n P(J) — MHO)KeCTBa
UX CMENIaHHbIX cTpareruii. Paccmarpusaercsa urpa ¢ GyHKImel mo-
repb (7, ), tme 0 < I(4,7) < 1 mus Beex i, J.

Haimta mieb onpeieiuTh Ha KaskJOM Iare ¢ CMEenaHHylo cTpaTe-
I'UIO P IEPBOTO UI'POKA TAKYIO, UTO JIJIs JIIOOOH MOC/IEI0BATEIBHOCTH
X0J10B J1, Jo, ... BTOPOro UTPOKa ¢ BEPOATHOCTHIO 1 OBLIO BBIIOJHEHO

T T
1 1
lim sup T E I(I, J;) — min T g l(i,Jy) | <0, (8.17)
t=1 t=1

T—o00 I<isSN

IJle TI0CJIeIOBATEIbHOCTh X0noB I1, I, ... pacupeneiena o mepe P
TOPOXKACHHOI pacupenesieHuAMA P, P2, - - - -

JJtst TOro, 9TO0BI IPUMEHUTDH TEOPEMY 8.2 PacCMOTPUM BBIITYKJIOE
3aMKHYTO€ MHO>KECTBO

S:{(ul,..., UN):uigo,Z‘:L..., N},



a TaK»Ke BEKTOPHO3HAYHYIO IJIATEXKHYIO (DYHKIIUIO

1, ) — LN, j)

Bamernm, uro 3madenus f(i,7) jaexkar B N-MEPHOM IIape pajmyca
VN ¢ IeHTpoM B Hadaje KOODIMHAT. YMHOXKasi 9Ty (DYHKIHIO HA
koucranty 1/v/N MoxHO 106uThCst, 9T06hI 3Hauenus f (i, ) Jezkaim
B €IUHIIHOM ITape.

PaccMoTpuM npousBoJbHBIE BekTOp T € S. Jocrarouno pac-
cMoTpeth cayvail koriga dg(Zg) = 0 m ypaBHeHHME THUIIEPILIOCKOCTH
Iz, umeer Bux (w - Z) = 0, 1€ BCe KOMIIOHEHTHI W; HOPMAIBHOIO
BEKTOPA W TUIEPILIOCKOCTH HEOTPHUIATEIbHBIE.

Jlns 1oKazaTe beTBa, CyIIeCTBOBAHUs CTPATEINU TaKOH, YTO BbI-
nosaeHo (8.17), J0CTaTOUHO JI0KA3aTh, YTO CyIIECTBYET CMENIaHHAsI

crparerusi p € P(Z) rmakas, aro Bce BekTopel f(p,1),..., f(p, M)
JIesKaT HUZKe TUnepruiockoctu (w - &) = 0, T.e. BBIIIOJHEHO

N
> wp(U(p, 5) = Uk, 5)) <0
k=1

ans Beex j = 1,... M. Jlerko npoBepuTh, ITO 9TO YCJIOBUE BBIIIOJTHEHO
npu -

_ w

p = —

—
> w;
=1

[To Teopeme 8.2 cymiecTByeT MOC/IEJI0BATEILHOCTD CMEIIAHHBIX CTPa-
TEruu pi,..., Pt,... HEPBOrO UIPOKa TaKast, 9To ycjaosue (8.17) Bbi-
TIOJTHEHO C BEPOSITHOCTHIO 1.

8.3. Kanmbpyembie ITpeacKa3aHms

B sTom pazaesie MbI mpuBeieM METO/T IOCTPOCHUS KAJTUOPYEMBIX IIPE/I-
CKa3aHUil B cJIy4dae IPOU3BOJIBHOIO KOHEYHOI'O MHOXKECTBA UCXOI0B HA
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OCHOBE TeopeMbl 8.3. DTOT MeTO 1 OBLIT IIpeIJIoKeH B padbore ManHopa
u IIronbia [29].

B pazmene 3.2 paccmaTpuBanCh 3a/1a9a YHUBEPCAJIHLHOTO IIPEI-
CKa3aHWs CPEJIHETO 3HAYEHUsT P; OYIYIIEro UCXO/Ia w; U COOTBETCTBY-
foliee MOHsATHE Kajaubpyemoctu. B sToM paziesne Oymer paccMmarpu-
BaTbCsI 3aja9a YHUBEPCAJTHHOTO MPEJICKA3AHUST BEPOSITHOCTHOTO pac-
npejiesienust Oyaymux ucxojoB. B ciaydyae OMHAPHOTO MHOXKECTBA UC-
x070B {0, 1} obe 5Tm 3a1aun SKBUBAJEHTHBI, TAK KAK BEPOSITHOCTD
eJIMHUIIBI P; PaBHA CPeJIHEMY 3HadeHuto Oyiytiero ucxoia w; € {0,1}.

Bynem mpenmoiaraTs, 9T0 MCXOABI TPUHAIIEKAT KOHETHOMY MHO-
xecrBy A = {ay,..., apm}. O6o3nmaunm P(A) — MHOXKECTBO BCex
pacupeesiennii BepodaTnocreil Ha muoxkecrse A. Kaxkioe Takoe pac-
npejiejieHne (CMemaHHasi CTpaTerus) eCTb BeKTOp p = (p1,..., Dm)
HEOTPUTIATETHHBIX BEIECTBEHHBIX TUCES CyMMa, KOTOPBIX paBha 1. Ha
BEKTOpaX—paclpe/le/ieHusiX OyJIeT paccMaTpuBarbcs HopMma ||pll1 =
Maxi<i<m |Pi|- MOXKHO TakKe pacCMaTPUBATD ITHPOKO U3BECTHYIO 9B~
KJUJI0BY HOpMY ||p]|2 B R™. VI3BeCTHO, 9TO 9TH HOPMbI SKBUBAJICHTHBI
B ipoctpancTse R™. B naibueiiniem Mbl Oy/1eM UCIIOIB30BATH OO03HA-
JeHue ||p|| umes: BBULY JTIOOYIO M3 9TUX HOPM.

Iycrs 0[a;] = (0,..., 1,..., 0) obo3HAYAET BEPOATHOCTHOE Pac-
TpejiesIeHne, COCPETIOTOUEHHOE Ha IJIeMEeHTe a; MHOKecTBa A. B aTom
BEKTOpE i-51 KOOpJWHATa paBHa 1, ocTajbHBIE KOOPIMHATHI — HYJIEBBIE.

Paccmorpum urpy ¢ nmostaoi uadopmanmeit mexay IIpedcrkaszame-
aem u Ilpupodoti. Ha kaxmom mare t Ilpedckasamens BbIIaeT BEpO-
siTHOCTHOE pactpesesenne P € P(A), nocie dero IIpupoda BblmaeT
ncxoj a; € A.

B Tepmunax Teopum urp, pr — cMelaHHasi crparerust Ipedckasa-
mens, 8[a;] — uncras crparerus [Ipupods.

st BEIOOpa cTpareruii pi, P2, ... Ilpedcxasamens Gymer mpume-
HSITH PAHIOMU3UPOBAHHYIO CTpaTeruio, Tounee, [Ipedckazamenn 6y-
JIeT BbIJIABATh Ha KaKJOM miare t ciaydaiiueiit Bektop p; € P(A),
pacIpesie/IeHHbI COTJIACHO HEKOTOPOMY BEPOSITHOCTHOMY DPACIpejie-
sennio P; € P(P(A)).

Kaxkiprit urpok MoKeT UCIOIB30BATh BCIO WHMOPMATINIO, N3BECT-
HyIO 710 ero jseticrBus. Ha crpareruto IIpupodvs He HAKIIIBIBACTCS
HUKAKNX OTPAHUYCHUI.
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ITo reopeme Nonecko-Tymbun [4] BepositHOCTHBIE MepbI P; OpoK-
IaroT obIree pacupeesienne P Ha TPAeKTOPUAX P1, P2, - - - -

[Iycre 3amano anciio € > 0. Lenb IIpedckasamens BelmaBaTh paH-
JOMU3UPOBAHHBIE IIPOIHO3BI Py pacipeie/ieHHble 1o Mepe P Tak, 4To-
6b1 st sio6oro p € P(A) st MPOU3BOJILHOI cTpaTeruu aj,ag, . . .
IIpupodsl TOYTH BCIOLY OBLIO BBIIOJIHEHO YCIOBUE €-KAJIHOPYEMOCTH:

T
. 1 = _
lim sup T Z I”I;t,mge(é[at] —pt)|| <, (8.18)
T—o0 =1
rjie BeKTOPHI P1, P2, ... Paclpeie/ieHnl mo mepe P u

[ 1, ecim ||pr — p|| < e,
lIPe—pll<e 0, B IPOTUBHOM CJIydae.

IIpedckasamens GyneT BLIOMPATh CBOM IIPOTHO3BI Py U3 HEKOTOPOIO
GUKCHPOBAHHOTO KOHEIHOI'O MHOXKecTBa crpareruii P.. g 3aganus
9TOT0 MHOYKECTBA OCTPOUM KaKyIo-HUOY b e-ceTb Pe = {51,..., 5N}
B MHOXKecTBe Bcex BeKTOpoB P(A). Takum obpasom, Jyist Jr060ro
BekTopa p € P(A) maiimercsa ssement e-cetu §; € P, Takoii, 4To
1P — 5l <e

Mpgr1 6yem cTponTth BeposgTHOCTHBIE pactipeaenenus P € P(P(A)),
CKOHIICHTPUPOBAHHLIE Ha KOHEYHOM MHOXKecTBe P.. Iyt mpocTOThI
MBI OTOXKJIECTBJIsIEM KOHEYHOE MHOXKeCTBO Pe = {51,..., SNy} 1 MHO-
JKECTBO MHJIEKCOB ero sjnemenToB Z = {1,2,..., N}, a takxe Oyuem
paccMaTpHuBaTh Ha KayK IOM Hiare ¢ BeposTHOCTHBIE paclipejesenue P
Ha 7.

IIycts P — obiee pacipemeseHne Ha TPACKTOPHUIX i1,19,... HO-
MEPOB 3JIEMEHTOB MHOXKECTBa P, IIOPOXKICHHOE PACIPEICIeHUAMA ;.
Torna ycsosue (8.18) oueBHIHBIM 00PA30M CJIEYET U3 CJIEJLYIOIIErO
YCJIOBUSL: IOYTHU BCIOAY BBIIOJHEHO YCIOBUE

N T
_ 1 f _
lim sup E T g Igi,—iy (Olae] — 81)|| < e (8.19)
T=oe =1 |7 =1

CymecTBoBaHue e-KajmbpyeMoii crpareruu B obieit hopme yTBep-
JKJAETCs B CJEYIONIEN TeopeMe.
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Teopema 8.4. /s npoussosvhozo € > 0 MoocHo nocmpoums no-
€AedosamenvbHOCmb 8epoaAMHOCIHLLL pacnpedesernuts Py, t =1,2,...,
maxyro, ¥mo P-noumu 6ctody 8binoAHEHO YCAOBUE E-KAAUOPYEMOCTIIU
(8.18), 2de P — eepoammocmmoe pacnpedeaenue Ha MPLEKMOPUAL
D1, P2, - .. noposcdenroe nocaedosamenvrocmvio Py.?

Zloxazameavcmeo. Mbl mpuMmeHnM Teopemy 8.3, B KOTOpOM Tep-
BBIiT UTPOK — 310 IIpedckasamens ¢ MHOXKECTBOM cTpaTernii > 7 =
{1,2,..., N}, a Bropoii urpoxk — IIpupoda ¢ MHOXKECTBOM CTpaTEeruii
J = A. OyHKIUs BBIUIPHIIIA IPUHAMAET B KAIeCTBe 3HAUYEHUN BeK-
Topbl pazmepuoctu N|A| :

0
) ) 0
f(ka a) = 5[@]; Sk
0
0
rne k € Zua € J, 0 — m-mepHblii Hy/lTeBoit BekTop, m = |Al, a

TakKe 6[a] — Py — PasHOCTH JBYX BEKTOPOB — CTOJIGIOB PA3MEPHOCTH
m, KOTopasi 3aHIMAaeT k-0 KOMIIOHEHTY CJIOXKHOT'O BEKTOpA.

OmnpeiesIIM Tenephb BBITYKJIOE MHOMKECTBO B mpocrpancTee R™Y.
MBI 3amichBaeM BEKTOPBI pocTpancTsa R™Y Kak CII0KHbIE BEKTO-
poi pasmeprocTu N ¢ BeKTop-KommonenTamMu B R™ : X = (Z1,..., Zy)
rae T; € R™. OnpenenuM 3aMKHYTOE BBIIIYKJIOE MHOXKECTBO

N
C=3%:3 ol <e
k=1

ITo Teopeme 8.3 3aMKHYTOe BBITYKJI0€e HoAMHOkKecTBO C' JI0CTUKI-
MO TOTJIa M TOJILKO TOIJIa, KOrjla st Kaxkjoro ¢ € P(J) cymecryer
p € P(Z) rakoe, uro f(p,q) € C.

2Venosue (8.18) skBuBasentHo ycmosuio (8.19).
3Mbl oroxmecTBiasieM P, = {51,..., 3N} W MHOXKECTBO WMHIEKCOB I =

{1,2,..., N}.
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YenoBue TeopeMbl 8.3 0 TOCTUKUMOCTH BBITTOJTHEHO JIJTsT MHOXKE-
crBa C, Tak Kak Jyist J1000i cMmernanuoit crparerun ¢ € P(J) = P(A)
BTOPOTrO UTPOKa, HalijleTcss TouKa 5 u3 P. Takas, urto || — 5| < e,
re. f(k,q) € C. B sToM ciryuae Mbl GepeM B TeopeMe 8.3 B KadecTse
p pactipenenenne dk] na Z = {1,... N}, cocpesioTodenHoe Ha qucITe
k,rne 1 < k < N. B arom ciyuae f(p,q) € C.

ITo Teopeme 8.2 MOXKHO HOCTPOUTH PAHJIOMU3UPOBAHHYIO CTpaTe-
ruto [Ipedckazamensn P, € P(Z) takyio, aro Kak 661 [Ipupojia He BbIOU-
paJia moCaeI0BATEILHOCTD A, 42, . . . MOCIEIOBATEILHOCTD BEKTOPHO-
3HAYHBIX BBIUTPBITIEH

+ 2 Ipi,—1y(8lag] — 51)

T
1 B t=1
T Z f(itv at) =
t=1 T -
%t; I, —ny(d[at] — 5n)

IMOUTH BCIOJLY CXOJUTCst K MHOXKecTBY C', TJle TPAeKTOpHUst i1,%2, ...
pacipeiesiena 1o Mepe P IOpOoXkKIeHHON 10C/IeI0BATEIbHOCTHIO PaH-
JIOMUBUPOBAHHBIX cTparernii Pj.

Taxkum obpasom, ycsoBue Kajubpyemoctu (8.19) BBIIOIHEHO HO-
gTn BCioay. Teopema jokazana A

[TocsieJoBaTEILHOCTD IPEICKA3aHUIT HA3BIBAETCS (XOPOIIO) Kainb-
PYEMOil Ha [TOCJIeI0BATEILHOCTH UCXO/I0B, €CJIN OHA sIBJISETCS €-KaaudpyeMoit
it jaoboro € > 0.

[Ipejickazanusi, KOTOpble BBIOMPAIOTCS M3 KOHEYHOI'O MHOXKECTBA
Pe = {51, ..., Sn.} u yaosierBopsitor yciaouio (8.19), Ha3bBarOTCs
€-KaJIMOPYEeMbIMU TIPEJICKA3AHUSIMU.

Moxuo ycmiuThb TeopeMy 8.4 u J00UTHCS KaauOPyeMOCTH IIPei-
CKa3aHui.

Teopema 8.5. Mootcro nocmpoumdsd paHOOMUSUPOSAHHYIO CMpame-
ewro Ilpedckazamens P, maxyro, wmo dan aobozo p € P(A) u arwbozo
€ > 0 ycaosue Karubpyemocmu,

T—oo

T
e I
fm N 7 ;Iptpnse@[at] —p)|| =0 (8.20)
6blNOAHEHO oYU GC'I‘Ody,
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[Iycth €; — cTporo yoOBIBAIOMIAS MOCTEIOBATETHLHOCTD THCET Ta-
Kast, 910 €; — 0 mpu i — oo. st mocTpoerust HEOOXOMMMON OCIe-
JIOBATEILHOCTU TPEICKA3AHUN HATO Pa3IeInTh IMATH KOHCTPYKIAN
Ha JIOCTATOYHO OOJIBIIUE [0 Pa3Mepy HMHTEPBAJbI — “310XU’; B KaXK-
JIO# M3 KOTOPBIX B KAUECTBE TPE/ICKA3AHUS BBIOMPAIOTCS SJIEMEHTHI
coorBeTCTBYIOIIEil €;-ceT B MHO)KecTBe P(P(A)). D1n npe/ickazamms
€;-KaInOPyIOTCs Ha BEpXHeil rpaHulle i-if 91oxe u €;_1-KaJuOpyioTcs
Ha BCeil i-1f smoxe. DTa wjiest ObLIa peaTn30BaHa MPU JOKA3aTETbCTRE
TeopeMbl 3.5 B pazjene 3.5.1.

C moMoITpIo 3TOi Ke KOHCTPYKIIMH MOXKHO ycmauThb (8.19) 1o
YTBEPKICHUS:

Teopema 8.6. Mooicro nocmpoums maxyro paHdoMU3uUPOSEHHYIO CIPa-
meauro, 4Ymo

T

, 1 - _

Jim fi Iip—py (6[az] = p)|| =0 (8.21)
peP(A) Il 7 t=1

6blNOAHEHO oYU GCTan,

BameTnM, 9TO BO BHENIHEH cymMe u3 (8.21) TOIbKO KOHETHOE THC-
JIO CJIAraeMbIX OTJIMYHO OT HYyJIsl: CYyMMUPOBAHHE IIPOMCXOJUT TOJIBKO
mope{p:1<t<T}

Mbl He OyeM OCTAHABJIMBATHCS HA JETAJSIX COOTBETCTBYIOIIEH
KOHCTDPYKITUM.

8.4. Kanubpyemble npeacKa3aHUd 1 KOPPeJINnpPo-
BaHHOE paBHOBecCHUE

B sToM pasmesie MBI IOKazKeM, YTO €CJI B HEKOTOPOI HEOrpaHMIEHHO
MMOBTOPSIOIIENCST UI'Pe BCe UTPOKU HCIIOJIB3YIOT IIPeICcKa3aHus OyiLy-
IIUX XOJOB OIIIOHEHTOB, KOTOPbIE KAJHOPYIOTCS Ha IIOCJIEI0BaTE Ib-
HOCTSIX CTpaTeruii, BHIOPAHHLIX B UTPE STUMU OIIIOHEHTAMU, U BbI-
OuparoT “OonTHUMAJBHBIN OTBET’ Ha 9THU HPEICKa3aHUs, TO COBMECTHOE
YaCTOTHOE PACIIPE/IC/IEHIE CTPATEI NI HI'POKOB CXOIUTCSI K MHOYKECTBY
KOPPEJINPOBAHHBIX PABHOBECUN UI'PHI.

378



Kaxkioe pacnpesiesienne BepOATHOCTEN Ha JMHEHHO yIOpsI09eH-
HOM KOHeYHOM MHOKecTBe A Mmormaoctrn N ectb N-MEpHBI BEKTOD:
0603HaAYNM Takoe pacipejenaenue p. s moboro a € A nocpeacrsom
p(a) obosznauaem a-1o koopjauuary p. Ipyrumu ciaosamu, p(a) — Bepo-
SITHOCTD IIPUIIICHIBAEMAas JIeMeHTy a € A.

B kayecTBe HOPMbI Ha TAKUX PACIPEIEICHUIX P MOXKHO PACCMAT-
pUBaTH OJIHY MX 3KBHBaTeHTHBIX HOopM ||p|| ma RY (ssxiuioBy miu
MaKCHMYyM) U cooTBeTcTBYyMoIee paccrosaue dist(p, §) = ||[p—q||. Pac-
crosirme or snementa p € RY no muoxkecrsa S C RY ompenensiercs:

dist(p, S) = inf dist(p, q).
qes
Beckoneunas 1ocjieJ0BaTeIbHOCTD P1, P2, . .. CXOIUTCS K MHOMXKECTBY

S, ecin
lim dist(p¢, S) = 0.
t—o0

PaccmorpumM mmpom3BosibHYIO UIPY k UI'POKOB, 3aJlaHHYIO B HOpP-
MaJibHOU opme. JJIsT KazKI0ro Urpoka ¢ 3a1aH0 KOHEUHOe MHOXKe-

crBO ero xomoB (crparermii): A; = {1,..., N;},i=1,..., k. Kpo-
Me 3TOro, IJIS KaKIOro UIPOKa i 3aJaHa (PYHKIUS €r0 BLIMCPLILIA
filin, ..., ig), toe is € As, s = 1,...k, — XOABI BCEX UTPOKOB.

CMemanHas cTpaTerust UIPOKa S — 9TO BEPOATHOCTHOE pacIpee-
JIEHWE Ha MHOXKECTBE ero X010B As. MBI Takske OyZeM pacCMaTpUBaTh
CMEIIAHHBIE CTPATErHy I'PYIII UIPOKOB S1, ..., S — COBMECTHBIC Be-
POSITHOCTHBIE PACIIPejieIeHNs Ha, MHOYKECTBAX UX X0/0B Ag, X ... Ag,.

O6oznaunm A = H?:l Ajm A = Hj?éi Aj. Ilycrs pt; — upo-
M3BOJIBHOE PACIPEAE/ICHUE BEPOATHOCTEH Ha MHOXKECTBE XOIOB BCEX
UI'POKOB, KpOME i, — MX COBMECTHAasl CMellaHHas CTpaTerus. 3Iech
HIZKHUH WHIEKC MOIepPKUBaeT, uto p—; € P(A_;).

BynmeMm Tak»ke uCIoNIb30BaTHL 0OO03HAYEHUS:

fla,p-i) =Bp_ (f(a,) = Y fla,ai)p-i(a),
a_;€EA_;

a—i = (a1, @Gi-1,Qit1,- .., Q)

(CL, C_L_Z') = (al, ey @1,y A4, ak),

rie a € A;, a_; € A_;, F — cuMBOII MaTreMaTU4eCKOro OXKMIAHMSI
OTHOCUTEIHBHO MEPBI P_;.
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FORt=1,2,...

st kaxxkaoro ¢ = 1,..., k, U'POK ¢ BBIAAET IIpecKa3anne Habopa Oy-
JYIIIX XOAO0B CBOUX OIIIOHEHTOB j # 1 — paclpeIe/IeHne BepOSTHOCTeH
p'; (cMemanHas cOBMeCTHasl CTpATErHsl 3THX MIPOKOB) M BBIOMDAET
CBOIO CTpaTeruio a! € A;, Ipu KOTOpOil ero BBIUIPBIN MaKCHMAJIEH,
[IPY YCJIOBUM, 9TO €0 OIIIOHEHTHI OYIyT MPUACPKUBAIOTCA COBMECT-
HOI CMeIIaHHOH cTpareruu ﬁt_i

al € argmax,es, f(a,p' ). (8.22)
ENDFOR

Puc. 8.1: TIpoTokos urpnt

[IycTh Termeph UPOKU MTOBTOPSIFOT CBOIO UI'PY COIJIACHO MPOTOKO-
JIy, TIpejcTaBaeHHoMy Ha puc. 8.1. Mbl HazbiBaeM JI00YIO CTPATETrHio
a WTpoKa i, Ha KOTopoi mocTuraercs MakcumyM dbyukmmu f¢(a, pt ),
ONMUMANLHBLM 0MEEMOM Ha TIPeJICKa3anue P’ ; X0J0B OCTAIBHbIX UI'-
POKOB. Kcim mmeeTcsi HECKOJIBKO TAKUX CTPATETrHil, TO BBIOMpAETCs
OIHA U3 HUX — ag, COTJTACHO KaKOMY-JIMOO 3apamee (PUKCHPOBAHHO-
My mpaBumity. HasbiBaeM 3Ty CTPATETHIO 6bl0PaHHBIM ONIMUMAAOHBIM

omeemom.

[ycrs @' = (at, ..., a’,;) — HabOP XOIIOB BCEX MIPOKOB Ha Iiare t.
O6o3Ha9M
1 X
L St
pr =17 tE_l d[a’] (8.23)

- SMIMPUIECKOE TaCTOTHOE paclpejiesieHne HabopOB CTPATErnil, BbI-
GPAHHBIX BCEMH HIpOKaMu 3a T’ MIAroB HIpel. 37ech & [a] ecrb BekTOD
Pa3sMEepHOCTH Hle |Ai|, B KOTOpOM OfiHA KOOpAMHATA, COOTBETCTBY-
foltas HaboOpy @, paBHa 1, a BCe OCTAJIbHBIE €r0 KOOPJAMHATHI PABHBI
0.

Koopaunaramu BeKTOpa Pp SABJSIOTCS 9aCTOTHI BCTPEYAEMOCTH
KaxK0ro nabopa crparernit @ = (ai,..., ax) B IOCIEIOBATEILHOCTH
nabopoe a' = (a},..., al), BBIOpaHHBIX UrpokKamMu Ha marax ¢ =
1,... ,T urpsr. PasmepHocTh BekTOpa pr, Kak U BeKTOpa d|a’], papHa

obemy umcity mabopos (af, ..., al), a umenno, Hle | A
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Kazkmomy Habopy crparernii @ = (ay, ..., ag) COOTBETCTBYET THC-
JIO

1
pr(@) = Zl{t: 1<t <T.a =a) (8.24)

— 3HAYEHHUe YaCTOTHOIO paclpejiesieHusi Ha Habope d (COOTBETCTBYIO-
Imasi KOOp/nHaTa BEKTOPa Pr).

Cuiesiyioriasi TeopeMa MOKa3bIBAET, YTO €CJIM KayK/Iblii UIPOK UC-
HOJIB3YeT MPE/ICKA3aHUs XOJ0B OCTATBHBIX UI'POKOB, KOTOPBIE KaJIu0-
pyloTcst Ha HabGoOpax crpareruii ONmoHeHTOB B cMbicse (8.21), u BbOu-
paer onTuMaJIbHbI oTBeT (8.22) Ha ITH IpPe/ICKA3aHNUs, TO COBMECTHOE
YaCTOTHOE PaCIpeJIeJIeHNe CTPATErnii U'POKOB CXOMTCsT K MHOYKECTBY
C KOppeMpPOBaHHBIX PABHOBECHIi UTDHI.

Teopema 8.7. FEcau das xascdozo © npedcrkasanus ]5171-,]7271-, R
aubpyromes na nocaedosamenvrocmu @b, a>,, ... empameazuti onno-
HEHIMOB 1, MO NOCACIOEAMEALHOCTNG YACTNOMHBLT IMNUPULECKUL PAC-
npedeaenuli pr, onpedesernvix no (8.23), cxodumes x mnoorcecmsy C

KOPPEAUDOBAHHIT PABHOBECU.

Hoxazamenvemeo. st mokazaTesibCTBa TEOPEMbBI HAM HA/JIO TTIOKAa-
3aTh, 4TO

dist(pr,C) — 0

npu T — oo, e C — MHOXKECTBO BCEX KOPPEJMPOBAHHBIX PABHOBECHUI
urpel. Mbl Takxke mokazkem, ato C # ().

CuMILiekc Bcex pacipeie/ieHnii BEpOsiTHOCTE Ha, MHOTOI'PDAHHUKE
A = Hle A; (BekTOpOB pasmepHocTH |A|) sABISETCST KOMIAKTHBIM
MHOKecTBOM. [losTromy mocienoBaTesbHOCTh pacupeseieHuii {pr
T =1,2,...}, oupejieseHHbIX 110 (8.23), CO/ePKUT GECKOHEUHYIO CXO-
JISIILYT0CST OAIIOCTIeIOBATe/ILHOCTD Pr; . IlycTh p* — npesiesibaast Touka
9TON MOIIOC/IEOBATETLHOCTH. MbI JOKaxKeM, 9TO P* sIBJISIETCsT KOP-
PEJIMPOBAHHBIM PABHOBECHEM.

QukcupyeM i U X014 € A; UTPOKa i TaKue, ITO



= 4
e a = (ay,... ,ai), as € Ag, s=1,... k.
O6osnaunm f = f* u onpezjenuM jiBa HOJAMHOXKECTBA (3aBUCHIIINE

orimna) B,BCP(A):

B={q-i: f(a,q-i) = max f(a',§-i)}
a'€A;
— MHO2KECTBO BCEX CMEUIaHHBIX CTpaTeI‘I/IfI OIIIIOHEHTOB UT'DOKa i, JJIA
KOTOPBIX €TI0 YucCTasl CTpaTerus a fABJIdAeTCdA OIITHUMaJIbHBIM OTBETOM.
ﬂeFKO BUIETH, 9TO B- 3aMKHYTO€ BBIIIYKJIO€ MHOXKECTBO. OHpe,ZLeJII/IM
TaK>Ke

B= {q D3t (q = q))&f(a,q-i) = max f(d, ch))}
a'€A;
— MHOKECTBO BCEX CMEIIAHHBIX CTPATEruil, BLIOPAHHBIX OIIIOHEHTAMU
UI'POKa ¢ Ha Tex mmarax t = 1,2, ... Urpbl, Ha KOTOPBIX OH BBIOPAJ XO[I
@ B KavIeCcTBe ONTUMAJILHOrO oTBeTa. V3 onpeneneHus B C B.

13 onpejiesieHus CJEyeT, YTO MHOXKECTBO B siBisieTcs: He GoJiee
YeM CHYETHBIM, TaK KaK Ha KazkJIOM IIare K HeMy JjiobaBJisieTcst He 6oJiee
OJTHOTO 3JIEMEHTA.

PaccmoTpuM ycI0BHYIO BEPOATHOCTD ITPOU3BOJILHOTO BEKTOPA XO-
JIOB G_; BCEX UIPOKOB, KPOME i, IIPU M3BECTHOM a; = a (TJe a ObLIo
BBIODAHO BBIIE) OTHOCUTE/ILHO MIPEJIEIbHOIO PACIIPeIesIeHus] P

p*(a‘a a—l)

o P (8.25)

p*(a—ila; = a) = p*((a,a—)|a; = a) =

[To cmemcrBuio 6.3 pacrpeesieHre BEPOATHOCTEH P HA MHOMKECTBE

Hszl{l, ..., Ny} nocnenosarensuocreii crpareruit a = (ay, ..., ag)
SIBJISIETCsI KOPPEJIMPOBAHHBIM DPABHOBECHEM TOTJIA U TOJBKO TOIJIA,
Korja Jiist Kaxkjoro urpoka i € {1, ..., K} u mobbix crpareruii
a,a’ € {1, ..., N;} BbIIOIHEHO

f1(b,p(-a; = a)) = max f'(a’, p(|a; = a)).
a'€A;

‘Ecmm p* (a) =0, TO TO XOI G MOXKHO He yUUTLIBATH LIPH [OZCYETE YACTOTHOI'O
pacIpenesieHns; 3TO SKBUBAJEHTHO CJIyvalo, KOTJa ¢-ii UTPOK He HCHOJIb3yeT a. B
9TOM CJIy4ae a4 MOXKHO UTHOPHUPOBATH.
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Orcrona cieyer, 9To BEPOSTHOCTHOE DACIpPEJeICHne P sBIISeTCs
KOPPEJIMPOBAHHBIM PABHOBECHEM TOTJIA U TOJIBKO TOLJA, KOLJIA YCIIOB-
Hoe pactpesesenne p*(-la; = a) € B mius Becex i i a € A;.

Bepremcst K DUKCUPOBAHHBIM YUCIy i U d1eMeHTy a € A;. Mol
JloKazkeM, 9ro p*(-|a; = a) € B paccmarpuBasi IpUOJIUZKEHHE K HEMY
C TIOMOIIBIO COOTBETCTBYIONIETO YACTOTHOIO PACIIPEIEIICHUS.

IIycTp

Nr(a) = |{t:1<t<T, a' =a}

— gucyio maros < 77, Ha KOTOPBIX UI'POK ¢ BLIOMPAET CTPATErUio a,
Nr(p-i) =[{t: 1<t < T, ply = pi}

— uynesno marop < 7', Ha KOTOPBIX OINIOHEHTHI UIPOKA i BLIOUPAIOT
HAbOp CMelaHHbIX crpareruii p—; € P(A_;).

OmupeiesIMM COOTBETCTBYIOIIEE PACIPEIE/IEHUIO P YCIOBHOE Ya-
crorHoe pactpejenenue pr(-la; = a) crpareruil, BLIODAHHBIX BCEMU
UTPOKAMHU KPOME 4, a MMEHHO, PACCMOTPHUM YCJIOBHYIO BEPOSTHOCTD
d_; IPM W3BECTHOM @; = G OTHOCUTE/ILHO PACIIPEIEICHUS PT

—a) = pr(a,a—;)

pr(a—ila; = a) = =) (8.26)

Cormacno (8.25) pr;(a—ila; = a) = p*(a_i|a; = a) mpu j — oo.

ITo ompenenenuio MHOXKeCTBa B siemenr a € A; nosiBisieTcst B
Habope cTparerui a' B KauecTse i-if KOOPIAMHATHI TOJILKO TP ﬁt_i € B.
Orcrozia ciiefiyer, 9To 4acToTa BeTpedaeMocTu Jiroboro Habopa (a, a—;)
B II0CJI€10BATEJIBbHOCTHI

paBHA YaCTOTE BCTPEYACMOCTH HabOpa d—; B IIOCJIE/IOBATEIBHOCTH
~t Lot >
{a’;:p_; € B, 1 <t<T}

[Tosromy mo (8.24) mosyaaem:

1 -
pr(a,a_;) = pr(a) = th 1<t<T, p', € B, a"; =a_;}|
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ITo ompenenenuto pr(a; = a) = NTT(a). Orcroga moJsy4aeM Bbl-

parkeHusi JIJisi yCJIOBHOI'O YACTOTHOIO PACIIPe/iesieHusi, 00PA30BAHHOIO
HOCJIeI0BATEILHOCTDIO @', rie ag =a,t=1,..., T

_ 1 _¢
pT("a’i = (L) = NT(CL) § i 6[0’77:] =
1<i<T, pt ,eB

- (NTT(a)>; D> gy gl -po)+ (8:27)

5_eB 1<t<T
NT(ZM)) _
-+ E _— i 8.28
_ ( Nr(a) b (8.28)
p_;€EB

Tax kax p*(a; = a) > 0 u p* ecTb MpeJes pactpeieennit pr; Tpu

J — 00, II03TOMY MHOXKUTEJIb < NTj](a)> OTPaHUIEH CBEPXY.

ITo ompenenennto

Nr(a)= > Nr(p-).
p_i€B

Taxum obpaszom, mo (8.21) cymma (8.27) crpeMuTCs K HYJIIO U IO9TO-
My pacnpejenenne pr; (-|a; = a) cxomures npu Tj — 00 K MHOXKECTBY
BbIITY KJIbIX KOM6I/IH&HI/II>‘I QJIEMEHTOB U3 MHO2KECTBa B, KOTOpOE B CBOIO
oYepe/ib SBJISETCS TIOMHOKECTBOM BBIIYKJIOTO 3aMKHYTOIO MHOXKe-
crBa B. Orciona

dist(pr; (-|a; = a), B) — 0

upu 1 — oo.

N3 cxomnmocTn pr; — p* mpm j — 0O CJeIyeT, UTO I IIPO-
U3BOJILHOTO BeKTopa a—; oyner pr;(a—ia; = a) — p*(a_ia; = a)
npu Tj — oo. OTCIofa 1 U3 3aMKHYTOCTH MHOXKECTBa B cireyer, 4To
p*(la; = a) € B nyst Becex i u a € A;. Takum 06pa3om, MbI JOKa3aJIH,
YTO BEPOATHOCTHOE paclpeje/ieHie P* dABJIAeTcs KOPPeJIUpPOBaHHbLIM
pasaoBecueM. OTCIO[a CIIEIyeT yTBEPXKICHAE TeOpeMbl. /\

N3 Teopem 8.4 u 8.7 mosrydaeM CJIedyIOIIee CJIeICTBUE.
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Caencreue 8.1. Mooicro nocmpoumbsd pandOMUSUPOSAHHBIT aN20-
pumm, xkomopwiti oas mobozo 1 < i < N svvucasem nociedosamenn-
HOCTL Npedcka3anul ]51_1-,]52_1», ... X0J08 ONNOHEHMOE ULPOKA T, MAK
YIMO GHINOAHEHO caedyroulee:

o [Tycmos Kaoicovili uepok evibupaem evibupaem 6 Kauecmese c60e20
2004 HAUAYUWULT OMBEM HA NPEICKAAHUE IMO20 GAOPUMMG.

o To2da amnupuueckue wacmomo, PT 0008 6CET U2POKOE CLOOAM-
ca Kk muooicecmsy C KOPPesupOBaHHLT PAGHOBECUT UePbl NPU
T — 0o ¢ sepoammocmuvio 1.

8.5. 3agaum u ynmpa kKHeHUd

1. lokazarh mHepaBeHCTBO (8.8).

2. JlokazaTb, 9TO MUHMMAKCHas T€OpeMa SIBJISIeTCs CJIEJICTBUEM
TeopeMbl BiieKyasia o JOCTHKUMOCTH.

3. Jlokaxkure, 9TO €CJIM 3aMKHYTOE MHOXKECTBO S JOCTUKUMO B
urpe ¢ Mmarpuiieit f(i,7), To Jr0boe 3aMKHYTOE TIOJMHOXKECTBO €ro JI0-
HOJIHEHUs He JIOCTHXKUMO B urpe ¢ marpuneit f/(i,7) = f(j,1).
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